N

N

Cosmological parameter estimation with the Planck
satellite data: from the construction of a likelihood to
neutrino properties
Marta Spinelli

» To cite this version:

Marta Spinelli. Cosmological parameter estimation with the Planck satellite data: from the construc-
tion of a likelihood to neutrino properties. Cosmology and Extra-Galactic Astrophysics [astro-ph.CO].
Université Paris Sud - Paris XI, 2015. English. NNT: 2015PA112241 . tel-01228023

HAL Id: tel-01228023
https://theses.hal.science/tel-01228023v1

Submitted on 12 Nov 2015

HAL is a multi-disciplinary open access L’archive ouverte pluridisciplinaire HAL, est
archive for the deposit and dissemination of sci- destinée au dépot et a la diffusion de documents
entific research documents, whether they are pub- scientifiques de niveau recherche, publiés ou non,
lished or not. The documents may come from émanant des établissements d’enseignement et de
teaching and research institutions in France or recherche francais ou étrangers, des laboratoires
abroad, or from public or private research centers. publics ou privés.


https://theses.hal.science/tel-01228023v1
https://hal.archives-ouvertes.fr

UNIVERSITE LAL 15-302

PAR I S September 2015
SUD

UNIVERSITE PARIS-SUD XI

Ecole Doctorale: ED-PNC-517

Laboratoire de 1’ Accélérateur Linéaire - UMR 8607
Centre Scientifique d’Orsay, Batiment 200 - BP 34, 91898 Orsay CEDEX - France

Discipline: Sciences de I’univers

THESE DE DOCTORAT

soutenue le 28 septembre 2015

par

Marta SPINELLI

pour obtenir le grade de

Docteur en Sciences
de I’Université Paris-Sud, Orsay

Cosmological parameter estimation
with the Planck satellite data:

from the construction of a likelihood
to neutrino properties

Composition du jury :

M. Krzysztof M. GORSKI Rapporteur

M. Julien LESGOURGUES Rapporteur

M. Stephane PLASZCZYNSKI Directeur de these
M. Nicolas REGNAULT Examinateur

M. James RICH Examinateur

M. Achille STOCCHI Président du jury






"El universo (que otros llaman la Biblioteca) se componte de un niimero indefinido, y tal vez infinito, de
galerias hexagonales, con vastos pozos de ventilacion en el medio, cercados por barandas bajisimas."

Jorge Luis Borges, La biblioteca de Babel






Contents

Introduction 1
CHaPTER 1 The Cosmic Microwave Background 3
1.1. The CMB and the Hot Big Bangmodel . . . . ... ... ... ............. 3
1.1.1. The Black Body signal . . . . . ... ... ... .. .. .. ... . . ... 3

1.1.2.  Cosmological principles and General Relativity . . . . . . ... ... ... ... 4
1.1.3. Friedmannequations . . . . . . . . . . . . it 6
1.1.4. The distance in an expanding Universe . . . . . . . . . . . v v vt v e ... 7
1.1.5. The components of the universe . . . . . ... ... ... ... ... ...... 8
1.1.6. Theageoftheuniverse . . . . . . . . . . . . i 10
1.1.7. Thermal history of the expansion . . . . . .. ... ... ... ......... 10

1.2. The horizon problem and the inflation paradigm . . . . . . . . ... ... ... ... .. 14
1.2.1. The cosmological horizon . . . . ... ... .. ... .... ... ....... 14

1.2.2. The primordial power spectrum . . . . . . .. ... oL 15

1.2.3. Single fieldslowroll . . . . . .. . .. ... .. e 17
1.2.4. Reheating . . . . . . . . . . e e e e e 19

1.3. Temperature aniSOrOPIES . . . . . v v v v v v v e e e e e e e e e e e e e e e e 20
1.3.1. POWerspectrum . . . . . . . . o v v v e e e e e e e e e e e e e 21
1.3.2.  Scalar metric perturbations . . . . . . ... ..o oL oo 23

1.3.3. The Boltzmann equation for photons . . . . . . .. .. ... ........... 23

1.3.4. Initial conditions . . . . . . . . . . . . . L e 23

1.3.5. Primary anisotropies . . . . . . v v v v i e e e e e e e e e e e e 24
1.3.6. Secondary aniSotropies . . . . . . . . . . ... e e e e 25

1.4. Polarization anisotropies . . . . . . . . v v v i e e e e e e e e e e e e e e e e 28
1.4.1. Stokes parameters . . . . . . . . . ... e e e e e e e e 28
1.4.2.  All-sky formalism: Eand Bmodes . . . . ... ... ... .......... 29

1.4.3. The origin of the polarised signal . . . . . .. .. ... ... .......... 30

1.4.4. Quadrupolar anisotropies at recombination . . . . . ... ... ... ... .. 31

1.4.5. Non primordial sources of polarisation. . . . . . ... ... ........... 33

1.5. The ACDM cosmology . . . . . . . . o o i i ittt e e e 34
I.5. 1. Crcomputation . . . . . . v v v v i e e e e e e e e e e e e e e e e e e 36
1.5.2. Observational status of temperature and polarisation . . . . ... ... .. ... 37
CHAPTER 2 Neutrinos and Cosmology 41
2.1. Neutrinos in the Standard Model . . . . . . . . . . . .. .. ... ... . ... ..., 41



2.2. Mass generation mechaniSms . . . . . . . . . . .o h e e e e e e e e e e e 42
2.2.1. Dirac or Majorana? . . . . . . . . . .. e e e e e e e 43

2.3, Neutrino MIXiNZ . .« v v v v v v v et e e e e e e e e e e e e e e e e e e e e 44
2.3.1. Oscillation measurements . . . . . . . . . . vt i ot e e e e e e 44
2.3.2. Neutrino hierarchy . . . . . ... .. .. L o 45

2.4, MasSMEASUICMENLS . . . . o v v v v v e v e e e e e e e e e e e e e e e e e e e e 46
2.5. Neutrinosandthe CMB . . . . . . . . ... .. e 48
2.5.1. The cosmic neutrino background . . . . . . . ... ... ... oL, 48
2.5.2. Effectof Zm,onthe CMB . . . . . . .. .. .. ... . . .. ... 49
2.53. Effectof Nogonthe CMB . . . . . . . . . . . . .. . . . 50
2.5.4. Ncg from particle physics . . . . . . . . . .. ... . 51
255, NegandBBN . . o . 0oL 51

2.6. Neutrinos constraints from large scale structures . . . . . . . . ... ... ... ... .. 52
2.7. Forecasts from near-future and future experiments . . . . . . . .. ... ... ... ... 54
2.8. CMB and sterile neutrino constraints . . . . . . . . . . .. ..o e e 55
CHaPTER 3 The Planck mission 59
3.1. Thesatellite . . . . . . . . e e e e e 59
311, Cryogenic SyStemM . . . . v v v vt e e e e e e e e e e e e e e e e e e e 59
3.1.2. Scannin@ Strategy . . . . . . . o . e e e e e e e e e e e e e e e 60

3.2. Detectors characterisation . . . . . . . . . . . . . Lo e e e e e e 61
3.2.1. The High Frequency Instrument . . . . . . . ... ... ... .......... 62
3.2.2. The Low Frequency Instrument . . . . ... ... ... ... .......... 64

3.3, HFIdatatreatment . . . . . . . . . . . i i v i ittt e e e e 65
33.1. TOIProcessing . . . . . . v v v v v v e i e e e e e e e e e e e 66
3.3.2. In-flight characterisation . . . . . . ... ... ... ... ..., 69
3.3.3. Calibration and map-making . . . . . . . . ... .. ... ... 70

3.4. Planck-HFImaps . . . . . . . o e e e e e e e 72
3.5. Planck foregrounds . . . . . . . . .. e e e e e e 73
CHAPTER 4 Estimation of cosmological parameters 81
4.1. The frequency and the subjectivity . . . . . . . . . . . . . . .. e 81
4.2. Bayesian inference via Markov Chain Monte Carlo methods . . . . . . ... ... ... 82
4.2.1. Monte Carlo integration . . . . . . . . . . ... e e 83
4.2.2. Markov Chain Monte Carlo . . . . ... ... .. ... ... ... ... .... 85
4.2.3. Markov chains: basicconcepts . . . . . . .. ... oL oo 85
4.2.4. Metropolis-Hastings algorithm . . . . . . . .. .. ... ... ... . 86
4.2.5. Choice of the Proposal Distribution . . . . . .. ... ... ... ........ 89
4.2.6. The Adaptive algorithm . . . . . . ... ... ... ... . ... ... 90
4.2.7. Others sampling techniques . . . . . . ... ... ... ... ... ....... 91
4.2.8. The question of CONVErgence . . . . . . . . . v v v v v v v et e et e e 93
4.2.9. Implementation of the Adaptive algorithm . . . . . . .. ... ... ....... 100
4.2.10. Cross check with CosmoMC . . . . . . . . ... .. . . ... 103

4.3. Frequentistapproach . . . . . .. . . .. .. L 104
4.3.1. Maximum likelihood estimation . . . . . . ... ... ... ... ....... 105

1i



4.3.2. Profile likelihoods . . . . . . . . . . . . . 106

4.3.3. Limitinpresence of aboundary . . . ... ... ... ... ... ... ..., 107
CHAPTER 5 The HiLLiPOP high-¢ likelihood 109
5.1. The basic structure of the high-¢ likelihood . . . . .. .. ... ... ... ... .... 111
5.2 Maps . .o e e e e 112
5.3. Masks . . . oL e e 112
5.4. Calculation of spectra: Xpol . . . . . . . . . . . e e 116
5.4.1. Beam window functions . . . . . ... ... L o 118
54.2. Multipolerange . . . . . . . . . . e e 119

5.5. Covarlance mMatriX . . . . . . v v v vt e e e e e e e e e e e e e e e e e e e 119
5.5.1. Asemi-analytical calculation. . . . . .. ... ... L oL L. 119
5.5.2. Validation on simulations . . . . . . . . .. ... L L oo 120
5.53. Effectof PSmask onthe matrix . .. ... ... ... ... ... ....... 120

5.6. Residual foregrounds . . . . . . . . ... 122
5.6.1. Galacticdust . . . . . ... 125
5.6.2. Unresolved point SOUICES . . . . . v v v v v v v i e i e e e e e e e 126
5.6.3. Cosmic Infrared Background . . . . . . . .. ... ... ... ... ... ... . 127
5.6.4. Unresolved thermal Sunyaev Zel’dovich (tSZ) component . . . . . . ... ... 129
5.6.5. Kinetic Sunyaev-Zeldovich (kSZ) component . . . . . .. ... ... ... ... 130
5.6.6. tSZ-CIB correlation . . . . . . . . . . . . . e 131

5.7. The likelihood function . . . . . . . . . . . .. L e 131
5.8. Robustnesstests . . . . . . . . . e e e e e 133
5.8.1. Consistency between datasets . . . . . . . .. .. ... ... 133
5.8.2. Maskschoice . . . . . . .. 134
5.83. Extended f-range . . . . . . . . . ... e 135
5.8.4. Foreground modelling . . .. ... ... ... ... .. .. ... ... .. ... 137
5.8.5. Effectofcalibrations . . . . . .. ... ... ... .. 138

5.9. Comparison of likelihoods . . . . . . . ... ... ... L o 142
5.10. Power spectraand residuals . . . . . . .. ... oL L 145
CHAPTER 6 Complementary datasets 153
6.1. The Low-flikelihood . . . . . . . . . . .. . 153
6.1.1. Pixel based approach: LowTEB . . . . . . . . . ... ... ... ... .. 154
6.1.2. A cross-spectra approach: lollipop . . . . . . . .. ... 0. 157

6.2. TheCMBlensing . . . . . . . . . . . e 159
6.2.1. Lensing likelihood and parameter constraints . . . . . . ... ... ... .... 159

6.3. Thevery high-fdata . . ... ... .. ... .. ... 161
6.3.1. Foregrounds modelling . . . . . . ... .. .. ... .. .. .. ... ... 161
6.3.2. Likelihoods . . . . . . . . . .. 163

6.4. The Baryon Acoustic Oscillations . . . . . . . . . . . . ... .. ..., 164
6.4.1. Astandardruler. . . . . . ... oL e 165
6.4.2. BAOmMeasurements . . . . . . . . . . vt it i i e e e e e e 166

6.5. TheSupernovaela . . . . . . .. .. ... e 167
6.5.1. TheJLAcompilation . . . . . .. .. ... ... ... 168

il



6.5.2. Supernovae model and distance estimates . . . . . . . .. ... ... ... .. 168

CHAPTER 7 ACDM cosmological parameters 171
7.1. Boltzmanncode(s) . . . . . . . . . e e e e 171
7.2. Planckalone. . . . . . . . . . e e e 173
7.2.1. Temperatureresults . . . . . . . . ... e 173

7.2.2. Consistency between temperature and polarisation . . . . ... ... ... ... 177

7.2.3. Profile likelihoodresults . . . . . . . ... ... .. ... ... .. ... ... 179

7.2.4. Comparison with the P1ik likelihood . . . . . ... ... .. ... ... ... 179

7.2.5. Low-fdata . . . . . . . . e e e e e e e 181

7.2.6. The Ap parameter . . . . . . . . . . v v it e e e e e e 182

7277, ConstraintS ON T . . . . v v v v e e e e e e e e e e e e e e e e e e 188

7.3. Adding the very high-Cdata. . . . . ... .. ... ... 189
7.3.1. Impacton foregrounds . . . . . . . . . . ... e 189

7.3.2. Revised constraintson Ap and T . . . . . . . ... ..o 191

7.4. Adding BAO and Supernovae . . . . . . . . . . ... e e e e e 193
CHAPTER 8 Neutrino results 199
8.1. Constraints on the absolute scale of neutrinomasses . . . . . . . . ... ... ...... 199
8.1.1. High-¢ temperature alone and the Ay issue . . ... .. ... ... ....... 200

8.1.2. Theadditionof VHL data . . . ... ... ... ... .............. 201

8.1.3. BAOand Supernovadata . . . . . . . . . . ... 202

8.1.4. Robustness with respect to the low-fdata . . . . . .. ... ... .. ... ... 202

8.1.5. High-fpolarisation . . . . . . . . . . . . . . . e 203

8.1.6. Ourbestupper limit . . . . . .. . ... 204

8.1.7. Isthere ahintforaneutrinomass? . . . . . . . .. ... . ... 205

8.2. Constraints on the effective number of neutrino species . . . . . .. ... .. ... ... 206
8.2.1. Temperature constraints . . . . . . . . . . . oLt e e 207

8.2.2. Polarisationresults . . . . . . .. .. e 210

8.2.3. Robustnessofthe TEresult . . . . ... ... ... ... ... ... ... ... 210

8.2.4. Ourbestconstraint . . . . . . . . . v v i i e e e e e e e e e 212
Conclusions 215
CHAPTER A Appendix Planck products 219
Al Catalogues . . . . . . oL e e e e e e e 219
A.1.1. Catalogue of Compact Sources . . . . . . . . . . . v v v v vt 219

A.1.2. Catalogueof clusters . . . . . . . . . . . . . . e 220

A.2. Component separation MaPS . . . . « v v v v v e v v e e e e e e e e e e e e 221

v



Introduction

Since its detection in the sixties, the cosmic microwave background (CMB) has offered a privileged
window into the evolution of the universe; it has helped in establishing the standard cosmological model
and it is still a vivid source of information that pushes the limits of our knowledge beyond what we could
ever test in laboratories. Indeed, this bath of photons, relic of the hot Big-Bang, carries the traces of both
the rich structure formation of the late time epochs and the energetic early phases of the universe.

The CMB accommodates precise theoretical predictions and confirms that there is, to date, a lot of
unknown to be unveiled. One of the interesting open question is the absolute scale of neutrino masses.
Neutrinos, known to be massive from oscillation experiments, leave, indeed, a distinct signature in the
photon anisotropies, making the CMB an extremely useful tool for testing neutrino physics.

This thesis is focused on the determination of the parameters of the standard cosmological model and
on the well motivated extension concerning the neutrino sector, using the Planck precise measurements
of CMB anisotropies.

The ACDM paradigm is described in chapter 1, from the basic principles, to the inflationary theory,
focusing on the cosmic microwave background physics and on the mechanism that creates its temperature
and polarisation anisotropies. The present status of the CMB observations is also briefly reviewed.

Chapter 2 is a quick panoramic view on the neutrinos, their role in cosmology, and their effect on the
CMB spectra.

In chapter 3, the ESA satellite Planck is described, along with its analysis pipeline that leads to the
production of the CMB all-sky maps, both in temperature and in polarization, that have been used in this
thesis.

Chapter 4, is dedicated to the description of the statistical methods needed to extract the cosmological
parameters in the comparison between models and data. I present the Bayesian MCMC methods, their
qualities and limitations, and I describe the construction of an adaptive algorithm that speeds up conver-
gence. I also describe the frequentist profile likelihood analysis, particularly suited for the estimation of
the neutrinos masses.

Chapter 5 details the way the information from the actual signal of the CMB is obtained. This
involves a masking strategy for the thermal emission of the Galaxy and for some of the extragalactic
contaminations. The residual foregrounds are treated directly at the power spectrum level relying on
physically motivated models estimated by the Planck collaboration. The construction of the likelihood
of the data for the intermediate and high scales is detailed and the robustness tests performed are pre-
sented. The characterisation of the likelihood is completed in chapter 6 with the description of the Planck
large scale data and the external datasets that are used in the estimation of the cosmological parameters:
the small scale data from the CMB ground based experiment ACT and SPT, the Planck CMB lensing
information recontructed from the 4-point correlation function, the Baryon Acoustic Oscillation and the
Supernovae.

In chapter 7, are presented the results obtained fitting the parameters of the “vanilla” ACDM model,
showing the precision reached by the Planck satellite data especially in combination with the other
datasets. Various robustness test are performed.
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This naturally leads to open up the parameter space, pushing the data to a high degree of precision in
order to test the neutrino sector, which is performed in chapter 8.

This thesis presents a work done for the Planck collaboration and it is the result of a common effort
with the members of the Planck team at the Laboratoire de I’ Accelerateur Lineaire (LAL) in Orsay: F.
Couchot, S. Henrot-Versillé, O. Perdereau, S. Plaszczynski, B. Rouillé d’Orfeuil and M. Tristram.



Chapter 1

The Cosmic Microwave Background

Less than 25 years ago, all that had been detected from the microwave universe was a uniform black
body signal at temperature T~2.7 K. Since then, the COBE discovery of the temperature anisotropies of
the Cosmic Microwave Background (CMB) down to the 10 level (Smoot et al. 1992), opened the way
for the modern cosmology. The ESA Planck satellite (chapter 3) has now reached the ultimate precision.

In this thesis, the Planck CMB measurements are compared to the accurate theory predictions devel-
oped up to now. This chapter recalls some of the basic concepts of modern cosmology (sec. 1.1) and the
still open question of inflation (sec 1.2). It is then dedicated to the description of the CMB anisotropies
both in temperature (sec. 1.3) and polarisation (sec. 1.4). This panoramic view will allow, in sec. 1.5, to
define the ACDM model and its cosmological parameters, extensively tested in the rest of this thesis.

1.1 The CMB and the Hot Big Bang model

Discovered in 1965 (Penzias & Wilson 1965), the CMB constitutes a striking evidence that our universe
was once dense and hot. The standard cosmological model interprets this thermal radiation as the relic
signal from a recombination phase, namely when the temperature was weak enough for the electrons
and protons to bind forming the first atoms (sec.1.1.7). Since the universe had become transparent for
photons, they decoupled from the other constituents.

In this explanation we have assumed two important facts which are pillars of the Hot Big Bang theory:
the universe is expanding (as first discovered by Hubble in 1929 (Hubble 1929)) and we associate at each
epoch a temperature that decreases with the expansion rate. The fact that the energy of a massless particle
scales as T oc a~! (in other words its wavelength is stretched by expansion), naturally arises in the context
of general relativity (GR).

Clearly, the dilution changes reactions between the different constituents of the universe, creating a
complex evolution. In this section we briefly reconstruct the principles upon which the Hot Big Bang
model is built, using GR in an expanding universe, and summarise the main phases of the evolution.

1.1.1 The Black Body signal

Before recombination, the interaction between photons and electrons allowed the thermalisation of the
photon distribution. At decoupling, the CMB radiation is emitted according to Planck’s law, meaning it
has a spectrum that is determined by the temperature alone

Arhv? | c*
I(v) = ST 1" (1.1

3



1. THE COSMIC MICROWAVE BACKGROUND
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Figure 1.1: FIRAS data fitted by a Planck blackbody spectrum (Fixsen et al. 1996). Uncertainties are a
small fraction of the line thickness.

This radiation is (almost) isotropic, i.e. independent of the direction.

The FIRAS instrument of the COBE satellite measured with a great precision the black body spec-
trum (Fig.1.1), finding Tcpp = 2.725 £ 0.002K (Mather et al. 1999).

A blackbody of the measured temperature corresponds to n, = (24 (3)/7r2)T3 ~ 411cm™ and py =
(7 /15)Ty = 4.64 x 10~ gem™ ~ 0.260eVem ™,

1.1.2 Cosmological principles and General Relativity

The afore mentioned CMB radiation isofropy (the universe looks statistically the same in all directions)
had been assumed as a more profound characteristic of the model, namely a cosmological principle. It
is important to underline that it has to be understood in a statistical sense. The model is also built on
the Copernican Principle: as observers, we are not in a privileged place. This principle, together with
isotropy, implies the homogeneity of the universe, namely the fact that it has the same properties at every
point (e.g. Lyth & Liddle (2000)). If to assume isotropy we had forgotten the existence of anisotropies
at the 107> level, the assumption of homogeneity requires an even deeper approximation since around
us the universe is highly inhomogeneous. This approximation can be anyway considered valid at large
scale (more that few Gpc).

The isotropy and homogeneity principles, even before the discovery of the CMB signal, were needed
in order to define the metric describing our universe and are essential to solve GR equations.

In GR, the gravitation interaction has to be considered a property of the space time, that is curved in
the presence of mass. The space time geometry is then related to the energy content of the universe by
the legendary Einstein formula

8nG

1
Ry — SR8y + Aguy = A

2

where g, is the metric tensor, R, is the Riemann tensor, and R = g'""R,;, is the Ricci scalar (the
local curvature of the space). We have also added the A term, known as the cosmological constant. In
the left-hand side of the equation, it can be interpreted as a modification of the geometry of space time.
It can also be moved to the right-hand side and interpreted as the intrinsic energy density of the vacuum.

T,, (1.2)

4



1.1 The CMB and the Hot Big Bang model

A positive vacuum energy density resulting from a cosmological constant implies a negative pressure
(sec. 1.1.3). This negative pressure can drive an accelerated expansion of the universe, as is observed in
Supernovae (sec. 1.1.5).

T,y is the energy—momentum tensor. For a perfect fluid, i.e. with no heat conduction nor viscosity,
of pressure p and density p, assuming homogeneity, it reads in comoving coordinates

-0 0 0 0
T" = 8 g 2 8 (1.3)
0 0 0 p
Friedmann-Lemaitre-Robertson-Walker metric
The significance of the metric tensor can be glimpsed in the following:
ds* = gudx'dx”. (1.4)

ds? represents the space-time interval between two point labelled by x* and x* + dx“. The metric tensor
determines all the geometrical properties of the space time described by the system of coordinates x*
(e.g. Coles & Lucchin (2002)). The hypothesis of homogeneity of the universe has as a consequence the
existence of a synchronous coordinate system, where a proper time can be defined (e.g. Durrer (2008)).
Every observer, at the time ¢, measures the same properties (density, temperature, ..).

The metric thus take the form

ds* = —=c*di* + y;dx'dx’. (1.5)
Imposing isotropy and homogeneity on the spatial metric tensor y;; one finds the Friedmann-Lemaitre-
Robertson-Walker (FLRW) metric (Friedman 1922; Lemaitre 1931; Robertson 1936; Walker 1937)

ds* = =2dt* + a(t)? + r2d6* + r’sin*0d¢? | . (1.6)

=k
where a(?) is a scale factor that has the dimension of a length (normalised such as a(fp) = 1) and r, 6, ¢
are the spherical comoving coordinates, i.e. r is the proper radial coordinate rescaled by a.

The parameter k can take three values: k = 1,0,—1, corresponding, respectively, to the hyper-
spherical (positive curvature), Euclidean and hyperbolic (negative curvature) cases.

Observational evidences point to the classical, flat, Euclidean space as we will see in chapter 7.

An essential quantity characterizing the FLRW spacetime is the expansion rate

t
(t

~—

Q-
~

H

(1.7)

~

Q

The Hubble parameter H has units of inverse time and is positive for an expanding universe.
It takes typically of the order of one Hubble time H™' for the universe to expand appreciably, and
while this is happening lights travels of the order of one Hubble length cH™! (e.g. Lyth & Liddle (2000)).
The Hubble constant Hj is the value of H today (H(#)) and is conventionally written as

Hy = 100hkms™'Mpc™! (1.8)
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1.1.3 Friedmann equations

From the Einstein equation 1.2, making explicit the metric to be the FLRW one we end up with the
Friedmann equations (e.g. Coles & Lucchin (2002) or Dodelson (2003))

ay: 811G Ak

ay" _8G A _k 1.

(a) 3 P 3 o (1.9)
0 4 A
a__ 3G iap+ D (1.10)
a 3 3

Combining Eq.1.9 and 1.10 we find the continuity equation

p'+3§(p+p)=0. (1.11)

This latter can also be derived by the conservation of the energy-momentum tensor (D*Ty, = 0).
Rewritten as d(pa®) = —pd(a®), it can be interpreted as the first law of thermodynamic (dU = —pdV).
From Eq.1.11 , assuming a relation between the density and the pressure of the type p = wp, one obtains

p oc g3+, (1.12)
Different cases can be distinguished:
e w = 0 describes non relativistic matter (pressureless fluid, p,, = 0)

PR (1.13)

w= % describes radiation (p, = %pr)
oroca? (1.14)

accounting for the decrease of energy per particle as the universe expands.

o w = —1 describes the energy density of the vacuum, i.e the case with
Py = const. (1.15)

In this case p = 0 and hence p, = —p,.

. . 2,
o w= —% describes the curvature energy density, the term —% in Eq.1.9. We have

Ok < a2 (1.16)

2 .
One can defines Q,,, = p/—"”_l and QQ, = /_f) ’_t, where p.i; = —ng, Qp = A and Qp = — to rewrite
Cri cri

k
3H? H2a?®
Eq.1.9 as

Q +Q, +QpA+Q =1, (1.17)
hence, the sum Q, + Q,, + Q4 determines the geometry of the universe.

Data show a preference for a flat universe where the total energy density is very close to the critical
value defined above. In fact, from Eq.1.9, one can see that ; = 0 implies, if the cosmological constant
term is neglected, p = Pcris-

This solution requires an unnatural fine tuning of the value of the curvature in the early time (unless the
metric is Euclidean). This flatness problem of the universe is solved by inflation (sec.1.2).
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Constraining these parameters using Planck data is the main goal of this thesis. In a few words, this

is done comparing the CMB temperature power spectrum obtained from Planck data (chapter 5), with its
theoretical shape that is a function of these parameters (sec.1.3.1 and 1.5.1).
Additional constraints can be obtained using late time distance measurements (chapter 6) since they are
also function of these parameters, hence, in sec.1.1.4 we briefly revise some definitions of distance. In
sec. 1.1.5 we anticipate the status of present understanding of the composition of the universe (see also
Fig.1.13(b)). We will present in more details the measurements in chapter 7.

1.1.4 The distance in an expanding universe

The notion of distance in an expanding universe is not uniquely determined. For example, comoving
distances remains fixed as universe expands while physical distances grows simply because of expansion.

Among comoving distances, the most important one is the distance the light could have travelled (in
absence of interaction) since t = 0. With the convention ¢ = 1 we have

t dl‘l
n:fo e (1.18)

Actually, since it is monotonically growing, n can be read as a time variable, the conformal time.

We can also define the comoving distance between a distant emitter and us

0o dy U da
x(a):f ; :f — (1.19)
i ') Jo a*H(a’)
If we consider a flat, matter dominated (MD) universe (which for low red-shift is a fair assumption as
discussed in sec.1.1.7), the integral has an analytical solution and one obtains (e.g. Dodelson (2003))

1
V1+z

2 2
Flat MD _ _ A2 2 |1
b =—[1-a ]_HO [1 : (1.20)

Hy

where we have used (1 +z) = a”!.

The comoving distance goes as z/Hy for small z and then asymptotes to 2/Hj for large z (Fig.1.2(a)).

From the metric of Eq.1.6, the proper distance can be defined,
Dproper(t) = |ds2| (121)

namely the distance between two object that would be measured by a series of observers, located along
the line relying two.
This can be rewritten in term of the comoving distance as

Dproper(t) = a(t)y. (1.22)
Deriving with respect to time ¢ and using Eq.1.7, one finds
Dproper(t) =a(t)y = HDproper(t), (1.23)

that is the Hubble law, i.e. the universe is expanding.

In practice the proper distance cannot be measured and other definitions of distance are needed.
The angular diameter distance is the ratio between the physical size of an object / and the angular
size 6 of the object as viewed from earth, i.e.
l

Dy = s (1.24)
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It depends on the assumed cosmology of the universe as

ﬁmsinh( VQrHoy) Q>0
Dy

o \“/msin( V- Hoy) if Q <O0.

ay if Q=0 (1.25)

Note that, if the universe is flat, D4 is a good approximation to the proper distance. For this flat case, in

Fig.1.2(a), is shown the behaviour of D4 with and without a cosmological constant contribution.

Distances can also be inferred measuring the flux of an object of known luminosity L. From the

definition of flux in an expanding universe one can define the luminosity distance as

SYES

Dy

(1.26)

The distance Dy is larger in an universe with a cosmological constant than in one without, as it was for

the other distances (Fig.1.2(a)).
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Figure 1.2: (a) The comoving distance y, the angual diameter distance d4 and the luminosity distance
dy in a universe with matter only (light curves) or with Q, = 0.7 contribution. In the three
cases these distances are larger in a A-dominated universe. The figure is take from Dodelson
(2003). (b) Hubble diagram for 42 high-redshift type Ia supernovae from the Supernova
Cosmology Project and 18 low-redshift type Ia supernovae from the Calan/Tololo Supernova
Survey. The solid curves are the theoretical apparent magnitudes m (Eq. 1.30) for a range of
cosmological models (Perlmutter et al. 1999).

1.1.5 The components of the universe

In sec.1.1.3 it has been shown how the different constituents of the universe evolves with the expansion.
Their present value are inferred via different direct and indirect measurements. We summarise here,
before entering in the detail of the CMB constraints, the present general understanding of the composition
of the universe.



1.1 The CMB and the Hot Big Bang model

Radiation

The standard radiation component includes photons, neutrinos (with the approximation m, = 0). It
constitutes today only the ~0.008% of the total energy content of the universe. The physical energy
density of photons is well measured. From the value of p,, of sec.1.1.1, one can compute

w, = QN =247x107°. (1.27)

In the massless limit, from entropy conservation one can compute the neutrino temperature and hence
their energy density to be
wy = Q% = 1.68 x 107°. (1.28)

Only recently, since the universe is cooling down they became non relativistic and hence their physical
energy density can be rewritten in terms of their absolute mass scale

2 my
Qn = :
" T 93.14eV

Cosmological neutrinos are discussed in more details in chapter 2.

(1.29)

Baryons

In the literature, the nuclei and electrons in the universe are usually referred to as baryons. They can
not be described as a gas with a certain temperature as is done for photons and massless neutrinos, so
their energy density needs to be measured. As baryons are considered within the non relativistic matter,
the parameter , scales as a>. There are several, different techniques to infer €. In chapter 2 we will
briefly mention some direct measurements. The CMB anisotropies measure the physical energy density
Q,h?. Roughly, all measurements agree that baryons constitutes only the 2-5% of the total energy budget,
even if most of this standard matter remains entirely invisible within large atomic or molecular hydrogen
clouds. This value implies however that all the rest of the energy density is of “dark™ nature.

Dark matter

The ~23% of the energy density is believed to be dark matter (DM): something subject to gravity but
weakly interacting with the other constituents of the universe. Considered as non relativistic, it scales, as
baryons, with a2 as the universe expands.

DM is still an open paradigm still to be included in what we know about the physical laws of the
universe and is a vivid sector of research. The simplest paradigm describes DM as a “dust” component
(its particles have a negligible velocity as far as structure formation is concerned), i.e. a cold component.
The parameter Q. ~ 0.23 can be measured with several techniques, including galaxy distributions (chap-
ter 6). CMB anisotropies measure the physical density w,. = Q.h? as described is chapter 7.

More complex scenario with dark matter made up with a cold and a hot component are more likely to
be the right modelling. In this context also massive neutrinos can have a non-negligible effect (Dodelson
2003).

Dark energy

From Fig.1.13(b) is clear that the the majority (the ~73%) of the total energy density is something of
unknown nature. Supporting evidences for the existence of the Dark energy (DE) came from the super-
novae observations in 1998 that lead the groups of Riess and Perlmutter (Riess et al. 1998; Perlmutter
et al. 1999) to the Nobel prize.
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The luminosity distance of Eq.1.26 can be used to rely the apparent magnitude m and the absolute
magnitude M of a source (e.g. Dodelson (2003))

D
m—M=510g(10L
pc

) +K, (1.30)

where K is a correction factor. The SNIa are considered standard candles, so they have nearly identical
absolute magnitude after correcting the light-curve width-luminosity relation (chapter 6). In Fig.1.2(b)
is shown the Hubble diagram reported in Perlmutter et al. (1999), pointing to (£2,,, Qx)=(0.28, 0.72).

DE started to be important at late times. This means that the CMB is only slightly sensitive to it. It is
anyway possible to put constraints, especially combining CMB with large scale structure measurements
(Planck Collaboration. XIII. 2015).

1.1.6 The age of the universe

Roughly speaking, the various measurements up to now point towards a universe with {Q,, =~ 0.3,4 = 0.7
and Qp =~ 0.7}. This concordance model (sec.1.5) allows to accommodate different direct and indirect
measurements. One can trace the evolution of the Hubble “constant” using the measured present value
of these parameters

H? = H} [Qu(1 +2)° + Q(1 + 2)* + Q1 +2)* + Q4| (1.31)

and hence estimate the age of the universe at a certain redshift z

00 dZ/
1(z) = L —(1 T OHHEY (1.32)

The age of the universe today (at z = 0), using these value of the concordance model, gives roughly 14
Gyr, in agreement with the Planck results of 13.8 Gyr (Planck Collaboration. XIII. 2015).

1.1.7 Thermal history of the expansion

If one forgets the very first instants of the universe and the investigation of what is really behind the
initial singularity of the Big Bang model, then it is quite fair to say that the evolution of the universe is
well know. Constituents were in thermal equilibrium in the early phases, then, as a consequence of the
expansion, different species lost thermal contact with the rest and left traces in their history.

A particle is in thermal equilibrium if its interaction rate I" is greater than the expansion of the
universe, namely
I'>H. (1.33)

Here I' ~ no, with n the particle density and o the relevant cross section. Rewriting Eq.1.9 and consid-
ering that p oc T# at sufficient early times, one also has H ~ T2 /Mp.

Around T ~ 100 MeV the quark hadronisation takes place and the universe is made of protons,
neutrons, electrons, positrons and neutrinos. The temperature is high enough for thermal equilibrium to
hold, and the non relativistic matter (for which 7' < m) undergoes Maxwell-Boltzmann suppression, i.e.
the number density reads'
mT )3/ 2 /T

Neqg = 8 (E (1.34)

'In a general discussion the chemical potential can be neglected (Dodelson 2003).

10
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Neutrinos are also kept in equilibrium by process such as ve — ve and, as fermions, obey the Fermi-Dirac

distribution
1

- @p ith - 1.35
Neq = 8[@]@4(19) with foq(p) = T+l (1.35)

A typical cross section is o(ve — ve) ~ G%E2 ~ G%Tz, where Gr is the Fermi’s constant.
Since electrons are still relativistic at this epoch, their number density is n, ~ 7>, hence,

I ~on ~GaT>. (1.36)

One finds that equilibrium is lost when
H~T?/My >T ~G:T°, (1.37)

thus the temperature of neutrinos decoupling is

1 1/3

Tdec ~ ( 3 ) ~ few MeV (1.38)
My, G

This cosmic neutrino background is discussed further in chapter 2. Constraining its properties through

CMB measurements is one of the goals of this thesis.

Shortly after neutrino decoupling, electron and positrons annihilate leaving the universe only with
electrons as a consequence of baryon asymmetry.
At T ~0.1 MeV, when the universe is only a few minutes old, temperature is low enough for first nu-
cleus to form. The Big Bang Nucleosynthesis (BBN) is sensitive to neutrino physics. A more detailed
discussion is postponed to chapter 2.

Eq.1.13 and 1.14 tell us that, even if at early times the radiation was dominating (RD) (i.e. the
majority of the constituents were relativistic), at a certain moment in the evolution of the universe the
non relativistic matter started to dominate over radiation. Matter domination (MD) is fundamental since
structures can grow only in this case (e.g Dodelson (2003)).

One can compute the redshift of the equality simply stating p, = p,,, obtaining

_415x107

eq = =g = T ~ 3100, (1.39)

At this redshift the universe was already 60000 years old.

After nucleosynthesis is complete and well inside the MD era, the temperature drops to ~1 eV.
Compton scattering has coupled till now photons and electrons and Coulomb scattering has coupled
electrons and protons. The binding energy of hydrogen atoms is By = m), + m, — mp = 13.6 €V s0 one
would expect them to be already formed. However, since the photon/baryon ratio is high (17, ~ 1079),
radiation destroys any new atoms via the reaction

pr+e =yH (1.40)

While this reaction is in equilibrium, from the Boltzmann equation (the formalism describing the rate
of change in the abundance of a given particle as the rate of producing and eliminating this species,
e.g.Dodelson (2003)) one can rewrite

Mellp Xe _ 1

ny I—Xe_ne+nH

3/2
(";T) / e—BH/T], (1.41)
JT

11
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where

n
e __ TP (1.42)
ne +ny np+nyg

Xe

and n, = n, is a consequence of the neutrality of the universe.

Eq.1.41 is called the Saha approximation (Fig.1.3) and predicts correctly the redshift of recombination
to be z. ~ 1000 and T~0.25 eV. Nevertheless, it neglects the (small) number of helium atoms and fails
as the electron fraction diminishes and the system goes out of equilibrium. The correct solution is shown
in Fig.1.3.

The recombination era is directly related to the decoupling of photons. Decoupling occurs roughly
when the interaction rate between electrons and photons becomes smaller than the expansion rate. The
scattering rate is n,or = y.npor, where or = 0.665 x 1072 cm? is the Thompson cross section. When
Y. becomes smaller than ~ 1072, photons decoupled (e.g. Dodelson (2003)). Given how fast y, drops to
zero, decoupling happens during recombination (Fig.1.3).

These photons, once lost the contact with the thermal bath, redshift as the universe expands and con-
stitute now the Cosmic Microwave Background radiation. The small anisotropies of this signal depends
on the physics at recombination and are the powerful cosmological observable used in this thesis. Their
shape is discussed further in sec.1.3.

The signal is anyhow almost isotropic. This experimental evidence is one of the motivation at the
base of the development of the theory of inflation described in the next section.

A schematic representation of the history of the expansion can be found in Fig.1.4, where the main
phases are highlighted.

redshift z
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Figure 1.3: The ionization fraction y, as a function of the scale factor (and redshift). In blue is shown
th Saha approximation (see text). In Black is shown a more accurate recombination model.
The figure is taken from Hu (2008).
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1. THE COSMIC MICROWAVE BACKGROUND

1.2 The horizon problem and the inflation paradigm

On all observed scales the CMB is very close to isotropic. But if the universe has an age, why is the CMB
temperature so uniform? All objects separated by a comoving distance larger than the conformal time 7
(sec.1.1.4) have never been in causal contact, how could some causal physics have washed away strong
deviation from isotropy? The standard solution to this horizon problem is that the universe underwent a
phase of exponential expansion, the inflation (Guth 1981).

Inflation is not only able to increase the causal horizon at the time of decoupling explaining homo-
geneity (sec.1.2.1), but also to dilute curvature justifying why the total density today is so close to the
critical one (sec.1.1.3).

Moreover, inflation is able to give an origin to the fluctuations we observe today (sec.1.2.2). In this
section we summarise some basic concepts about inflation.

1.2.1 The cosmological horizon

We want to find the set of point able of sending light signals that could have been received by an observer
in O up to some generic time ¢. The paricle horizon, namely the proper distance (sec.1.1.4) between the
an observer and the horizon is

XH XH t ’
dy(t) = fo 1/gw,dxﬂdx" = f(; a(t)cdn = a(t)en(t) = a(t)‘fo Ccl?;) (1.43)

where we have used the metric of Eq.1.6. dy(¢) is the product between the scale factor at the time of the
observer and the comoving distance the light has travelled from ¢ = 0 to ¢. It can be seen as a spherical
surface centred in O and with radius dy (). The observer cannot possibly have received light signals, at
any time in its history, from sources which are situated at proper distances greater than dg(¢) from him
at time ¢ (e.g. Coles & Lucchin (2002)). This definition is valid only if dg(#) converges to a finite value.

In sec.1.1.2 we have described the matter content of the universe as a perfect isotropic fluid parametrised
by the energy momentum tensor 7%, (Eq.1.3). From the conservation of T’ one obtains the first law of
thermodynamic d(pa’) = —pda’, that gives, considering p = wp, the energy density as a function of the
scale factor (Eq.1.12). Using the Friedman equations one obtains

a(t) « 1" with n = 2/3(1 + w) (1.44)

Ifn <1 (thus w > —%) the integral in Eq.1.43 converges and dg(¢) is dominated by the late times. We
have dg(t) = t/(1—n) and so dg(f) > t. This is the case during RD and MD when 7 is respectively 1/2 and
1/3, giving dRP(t) = 2t and d¥P (1) = 3/2t. dy(t) grows faster than a(f). The expansion is decelerating
and more and more galaxies enter in causal contact with the observer.

Assuming MD we can calculate dy(tcy), where tcyp is the time when the universe became trans-
parent. From the ratio between dy(fcyp) and dy(tp) we can deduce the angular size of the patches that
have been in causal contact in a Big bang scenario without inflation. It turns out to be 6 ~ few °

This is in contradiction with the isotropy of the CMB that we have discussed in sec.1.1.1, and is
called the horizon problem of the hot Big Bang.

Before entering the subject of inflation we first define the Hubble radius as the distance from the
origin O of an object moving with the cosmological expansion at the velocity of light with respect to O

(e.g. Coles & Lucchin (2002)).
a c
R.=c—=— 1.45
4" H (145)
For w > —% the Hubble radius is a multiple of the particle horizon but they are two distinct notions of

distance.
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The comoving Hubble radius is obtained just dividing by the scale factor a thus, taking the convention

c=1,

1 1
comoving Hubble radius = Py, = - (1.46)
a a

In order to solve the horizon problem we can imagine that during an early phase the comoving Hubble
radius decreased. Particle separated by many Hubble radii today, were in causal contact before this
epoch of rapid expansion . The decrease of the comoving Hubble radius implies the acceleration of the
expansion,
d (1 .

Clearly inflation has to last enough to explain the isotropy of the CMB. The duration of inflation can be
characterise by the number of e-folds, namely the logarithm of the ratio of the scales factor when CMB
were in causal contact and the end of inflation (e.g. Baumann (2009))

=In (M) ~ 60 (1.48)

atcmp)

From the Friedmann equations 1.9 and 1.10 one also deduces that inflation requires a source of negative
pressure p ~ —p and an energy density p which dilutes very slowly (0 = const). This source of negative
pressure can be found using a scalar field (the inflaton) as is discussed in sec.1.2.3. The quantum fluc-
tuations of this field generates the primordial perturbation that have evolved into the structures we see
today.

1.2.2 The primordial power spectrum

We see structures today on all scales. They are the outcome of the evolution, by gravitational collapse,
of the primordial fluctuations present in the original cosmic fluid. These fluctuations are supposed to be
generated by quantum fluctuation of the scalar field ¢ during the inflationary period. We are interested in
the amplitude of the fluctuations as a function of scale. In term of Fourier analysis we can thus consider
the comoving wavenumber k, related to the physical wavenumber as k, = ak. The most useful way to
characterise them statistically is via the power spectrum, namely the contribution to the variance of the
fluctuations per unit logarithmic interval in k. Calling d¢(x), the spatial fluctuation of ¢ one defines

(0p(x)6¢"(x)) = fo ) P(k)d(In k) (1.49)
Using the Fourier transform
Sp(x) o f Spe™*d’k, (1.50)
and considering d’k = 4rk?dk and d(Ink) = dk/k, one obtains
P(k) o< 166 (1.51)

Roughly we need to solve for an harmonic oscillator-type equation for the scalar field of which we know
the quantised solutions (e.g. Hobson et al. (2006)). Since we are in an expanding universe we have a
solution like

e—ikt/a

a2k

Ok o (1.52)

15



1. THE COSMIC MICROWAVE BACKGROUND

The expression for the power spectrum thus reads

2
Pk) (S) (1.53)

The idea of inflation is that a fluctuation of fixed comoving scale 1/k could have started within the
horizon. All scales inside the horizon are connected by causal physics. During inflation, the comoving
horizon decreases and when k = aH the mode leaves the horizon and freezes (Fig.1.5). To know the
amplitude of the primordial fluctuation we just have to evaluate Eq.1.53 at horizon crossing since the
mode does not evolve any more after freeze-out.

P(k) x Hzlhorizon crossing (154)

H is more or less constant during inflation (sec.1.2.3) but decreases slightly as time progress. This
depends on the details of the inflation and on the choice of the potential for the inflaton. One gets
approximately equal power per unit logarithmic interval in k as a function of k in the power spectrum
coming out from inflation, but with a slightly reduced amplitude for fluctuations at large k (later times
correspond to horizon exit of larger scales). The precision of the data from the Planck satellite allows
to test this slight deviation from scale invariance. Inflation generates both scalar and tensor perturbation
to the metric (sec.1.2.3). Scalar perturbations to the metric couple to the density of matter and radiation
and are responsible for inhomogeneities and anisotropies in the universe. Inflation also generates tensor
perturbations to the metric that are not coupled to density so do not affect the formation of large scale
structures. As is explained in sec.1.4.4, they do contribute to anisotropies in the CMB. For Planck
analysis the following model for the primordial power spectrum of scalar perturbations are used

ng—1
Py(k) = Ay (k—) (1.55)
where k, = 0.002 Mpc~! is a reference scale roughly in the middle of the scales probed by Planck.
ng = 1 would correspond to the perfect scale invariance. One of the major results of the 2013 release was
indeed that the data show a significant deviation of n; from scale invariance (Planck Collaboration. XVI.
2014). This is still the case for the data used in this thesis (chapter 7). At the level of the CMB power
spectrum, n; represents the tilt and Ay is the global amplitude of the CMB power spectrum (sec.1.1.5).
We briefly mention here also the fact that one can test the running of the spectral index adding a term
proportional to —-

d‘;n 7 1n the exponent of Eq.1.55. No convincing evidence for the running has been found
(Planck Collaboration. XVI. 2014; Planck Collaboration. XIII. 2015).
Regarding tensor perturbations we can write

k\"
Py(k) = A (k—) (1.56)
where again k. = 0.002 Mpc~!. For the tensor power spectrum, scale invariance is achieved with n; = 0.
Actually, we fit in our analysis for the famous (after the BICEP-Planck case) parameter r defined as

r(k = k, = 0.002 Mpc™") = rg o0 = Ar/As (1.57)

We discuss in some more details this parameter in sec.1.4.4.

Both ng and n, depend on the details of the inflationary theory considered. In the following section
the simplest case of a single field inflation is considered and the slow roll condition is presented.

To complete the picture we have to add that after the end of inflation the comoving Hubble radius start
to grow again as expected for standard cosmology. As already discussed, the causal contact is possible
only when the mode re-enters the horizon (Fig.1.5). Clearly, the time of re-entering characterise the type
of evolution the perturbation will have.
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Comoving Scales
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Figure 1.5: Solution of the horizon problem. All scales that are relevant to cosmological observations
today were larger than the Hubble radius until @ ~ 107 . However, at sufficiently early
times, these scales were smaller than the Hubble radius and therefore causally connected.
Similarly, the scales of cosmological interest came back within the Hubble radius at rela-
tively recent times.(Baumann 2009)

1.2.3 Single field slow roll

We have seen that the scales that would otherwise be disconnected, can correlate if inflation took place,
ensuring that the CMB is (almost) isotropic on all scales of interest today. Perturbations were produced
when the scales were causally connected and persisted after inflation, and transformed into the actual
structures.

During inflation the universe consisted primarily of a uniform scalar field ¢ and a uniform back-
ground metric. Against this background the fields fluctuate quantum mechanically with a zero average
fluctuation but a non null variance (Dodelson 2003). There is in literature a large variety of families of
inflationary models. Here we describe the simplest one, namely the single field inflation. The choice for
the shape of the potential V(¢) depends on the details of the model.

On general ground one needs to have:

negative pressure (sec.1.2.1)

an almost constant H

a duration sufficient to shrink enough the comoving Hubble horizon (aH)™!

creation of standard model particles (reheating) at the end of the process (sec.1.2.4)

The condition for inflation from relation 1.47 can be rewritten as

H
- <1 (1.58)

meaning that H varies slowly on the Hubble timescale. If |[H| < H? , then H is almost constant over

many Hubble times and we have almost an exponential expansion, a « e,
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1. THE COSMIC MICROWAVE BACKGROUND

We have already seen that to have in order to have an almost exponential expansion we need p = —p.
If we assume that the energy density and pressure of the cosmic fluid are dominated by scalar fields, the
necessary negative pressure is achieved if the fields do not vary too rapidly (e.g. Lyth & Liddle (2000)).

The dynamic of the scalar field minimally coupled to gravity can be described by the action (e.g.(Baumann
2009))

S=fd4x\/—_g

M2
TPIR + %g’”@luqﬁ@y(]ﬁ - V(qﬁ)l (1.59)

where Mf,l = (87G)~!. From this we can derive the energy momentum tensor

2 08y 1
Ty = _\/_—_g@ = 0,0y} — guv (Eagqﬁagqﬁ + V(¢)). (1.60)
Assuming the metric of Eq.1.6 and supposing the universe homogeneous (hence ¢(t, X) = ¢(¢)) one can
compare this latter result to Eq.1.3, where the density is p = —Tg and the pressure is p = Tl?, obtaining

1.

po = 59"+ V(9), (1.61)
1.

ps = 50" = V(9. (1.62)

Also, using these into the Friedman equation (Eq.1.9) considering a flat universe and a Klein-Gordon
equation for the scalar field, one obtains

1. . .
3M3H? = §¢2 + V(g) and ¢+3Hp+V =0 (1.63)

where V' = 0V/d¢.
From Eq.1.62 is clear that to have a negative pressure we need the potential energy term V(¢) to be
more important than the kinetic term (Fig.1.6). We can rewrite 1.58 as
. 132
__H _ 3¢
6= = MI%IHZ (1.64)

The condition for inflation is thus € < 1. Note that, in term of the scalar field components, it contains the
same condition discussed before: we need slow roll condition, %qﬁz < V(¢) Actually the kinetic energy
stays small and slow roll persists also if the acceleration of the field is small, ¢ < 3H¢ ~ V’. The
condition for prolonged slow-roll inflation can be expressed as conditions on the shape of the potential,
using Eq. 1.63 (Steinhardt & Turner 1984)

2 vV’ 7"
7”(7)2 <1 and nl = M> V7l

<1 (1.65)

€=

A proper calculation of the primordial power spectra for scalar and tensor modes leads to (e.g. Do-
delson (2003))

2
Py(k) I 7 (1.66)
8n2e M2
e Pl lk=aH
2 H?
Pik) = = — (1.67)
MPl k=aH

18



1.2 The horizon problem and the inflation paradigm

From Eq.1.57 we obtain r = 16¢. Interestingly, both n; and n; can be written in terms of the slow roll
parameters

ng=1-4e—-2n (1.68)
n = —2€ (1.69)

The fact that n, is proportional to € and thus proportional to the tensor-to-scalar ratio r is one of the
important prediction of inflation. This consistency relation

r = —8n, (1.70)

constitutes an important test of inflationary theories. In Planck analysis however, we assume the
single field slow roll inflation and, as a consequence, the consistency relation to hold. Allowing r free to
vary we can indeed set an upper limit on » (chapter 6.1). As a last remark we can write (e.g. Baumann
et al. (2009))

1/4 16 ro\4
V14 = 1,06 x 10 GeV(m) (1.71)

that allows to relate r directly to the energy scale of inflation V. A detectable tensor amplitude would
confirm that inflation occurred at energy comparable to the Grand Unification Theory scale.

V(¢)
A 5o

-

=

dcmB Pend reheating
-

A¢

Figure 1.6: An example for the potential of the inflaton. Acceleration occurs when V' is more important
than the kinetic term. Inflation ends at ¢.,; when the slow roll conditions are violated.
CMB fluctuations are created by quantum fluctuation d¢ about 60 e-folds before the end
of inflation. At reheating, the energy density of the inflaton is converted into radiation
(Baumann 2009).

1.2.4 Reheating

In the original version of the reheating, at the end of inflation the field ¢ oscillates around the minimum
of the potential. Its coupling to other particles leads to the decay of the inflaton energy (e.g. Lyth &
Liddle (2000))

1 d
;d—t(aW) = —Tg* (1.72)

19



1. THE COSMIC MICROWAVE BACKGROUND

The coupling I' represents the complex physics that describes the decay ratio of the inflaton into generic
scalars y or spinors ¢, I' = I'(¢p — xx) + (¢ — yp). Using the expression for the energy density of the
field ¢, pg = %m2|¢|2. One can rewrite Eq.1.72 as (e.g. Bassett et al. (2006))

p¢ + 3Hp¢ + Fp¢ =0 (1.73)

Eventually, the inflationary energy density is converted into standard model degrees of freedom and the
hot Big Bang starts. Roughly speaking, one can imagine that the decay products are ultra-relativistic,
namely m > my, m, and behave as radiation while the inflaton behaves as matter. Since they are coupled,
densities do not evolve completely as the free ones (the pg o a™* and pjy; o< a3 of sec.1.1.3). Moreover,
matter is a source for radiation, so the densities satisfy

pM+3HpM+FpM =0 (174)
pR+4HpR+FpR =0 (175)

While " < H, py o a3 is indeed a good approximation for the matter term but pg oc a2
When I' ~ H, radiation is the dominant component of the total energy density and reheating ends.

This reheating mechanism, however, does not describe accurately the quantum dynamics of the fields
and more complicated mechanisms are required, especially for the first stages of the reheating, the pre-
heating (Traschen & Brandenberger 1990; Kofman et al. 1994; Yoshimura 1995) . In its simplest form,
preheating assumes that the inflaton ¢ has a quadratic potential at the end of inflation and it is coupled to a
scalar field y with negligible mass, through a term —% g%¢%x*. The equation for the quantum fluctuations
of y can be written as (Kofman et al. 1994)

2

k
f + 3Hxk + | —5— + g2 % sin®(myt) | xx = 0, (1.76)
a’(1)

where k/a(t) is the physical momentum, k = VK2, and @ the amplitude of the oscillations of the field ¢.
As preheating takes place in a time At < H~!, in first approximation one can neglet the expantion of the
universe and consider a(¢) as a constant. Eq. 1.76 then reduces to Mathieu equation

dxx .
d_Z2 + [A(k) — 2¢g sin(22)] xx = 0, (1.77)
where g = ‘f }%2 LA = % + 2g, and z = myt. In certain region of the parameter space {A, g}, the solutions

of Eq. 1.77 show an exponential instability within the sets of resonance bands (parametric resonance).
These correspond to exponential growth of occupation numbers of quantum fluctuations that can be
interpreted as particle production. The reheating mechanism is outside the scope of this thesis and can
be found, for example, in Lyth & Liddle (2000).

1.3 Temperature anisotropies

In sec.1.2 we have seen how inflation generates the seeds that grow to form, not only the structures that we
seed today, but also the anisotropies of the CMB. However, unlike structure formation, the smoothness
of the photon distribution implies that photon perturbations are small and one can safely use linear theory
for most computations. This allows fast modern Boltzmann codes (sec.1.5.1) to do precise calculations,
and in the end, with the growing precision of CMB data, to precisely constrain physics.
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1.3 Temperature anisotropies

Generally speaking, the Boltzmann equations in an expanding background, describe the evolution of
a phase space distribution f = f(x, p) of a system due to all possible collision terms

af
— =C[f] 1.78
7 [f] (1.78)
The distribution of CMB photons reads
» -1
’ 9t = - 1 . 179
Jp.0 [ex" (kT(r)[l + O, z)]) ] 4

Here the zero-order temperature T is a function of time only. @ is the perturbation AT /T. Eq. 1.79 can
be expanded about its zero-order Bose-Einstein value f°

af°

—0 1.80
o (1.80)

f=f-p

1

In absence of collisions (C=0), the Boltzmann equation simply recovers that T « a™", i.e. the photon

wavelength is stretched by expansion.

Figure 1.7: The anisotropies of the Cosmic microwave background (CMB) as observed by Planck
(Planck Collaboration. X. 2015).

The detailed description of the Boltzmann equations for the evolution of the photon-baryon fluid and
the generation of temperature anisotropies as are seen today is out of the scope of this thesis.

In this section we define the CMB privileged observable, the power spectrum (sec. 1.3.1), we then
specify the gauge for the metric used (sec. 1.3.2) and sketch the equations that describe the photon fluid.
Even in a simplified “instantaneous last scattering” scenario one can recognise the main physical effect
that influence the CMB: the Sachs-Wolfe (SW) effect, the Doppler effect and the integrated SW (ISW)
effect. The shape of the CMB power spectrum is described and linked to these effects in sec. 1.3.5.

For a more rigorous and detailed description of the physics, the interested reader has a huge literature
available. Here we refer especially to Dodelson (2003) and Challinor & Peiris (2009).

1.3.1 Power spectrum

The CMB temperature anisotropies are directly related to cosmological perturbations, that are predicted
to be Gaussian (sec. 1.2). If it is the case, they can be entirely captured by the the 2-point correlation
function

C, V) = (BM)O®)), (1.81)
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1. THE COSMIC MICROWAVE BACKGROUND

where 0 and ¥ are two directions in the sky. The angle brackets in this equations denote the average over
en ensemble of realisations of the fluctuations.

The statistical properties of the fluctuations in a perturbed cosmology are expected to respect the
symmetries of the background model, hence in a FLRW metric, one imposes the isotropy and homo-
geneity of the universe (sec. 1.1.2). Eq. 1.81 is then simply a function of the angle 6 between the two
directions and the 2-point correlation function can be decomposed on the basis of Legendre polynomials

26+ 1
co = CcP(6). 1.82
© Zg“ 1 CePu(®) (1.82)
Eq. 1.82 naturally defines the power spectrum C, that contains all the information on temperature
anisotropies. The variable ¢ is called multipole and is homogeneous to the inverse of an angular scale

0 ~ 2r/€. Since the signal comes from a sphere around us, it is useful to decompose it on a spherical
harmonic basis to be able to construct CMB anisotropy maps (Fig. 1.7)

AT@R) = )" agmYem(R), (1.83)
fm
where the coeflicients ag,, read
Aim = fAT(ﬁ)Yfm(ﬁ)dQ, (1.84)
and satisfy the following properties
(am) =0 (1.85)
(atm@p,y) = Cebee Smm - (1.86)

Eq.1.85 reflects the fact that the fluctuation have zero mean, while Eq. 1.86 is a consequence of the
orthogonality of the Yy, functions on the full sky. The power spectrum estimate is

4
. 1
C, = § 2, 1.87
(=3 pa) laem (1.87)

For every ¢, the corresponding power is the squared mean of 2£+1 coefficients. The statistical uncertainty
associated to the evaluation of the C; is then given by

ACy [ 2
= . 1.88
Ce 20+ 1 (1.88)

This is named cosmic variance and is a fundamental limit to our capacity of measuring the CMB
anisotropies. Indeed, for all the small values of £, corresponding to the large scales, the cosmic variance
dominates over the other observational errors, since the number of pairs to compute Eq. 1.82 diminishes
if the angle increases.

When built from the same map, Eq. 1.87 is called auto spectrum. Since every measurement comes
with an associated noise, it is useful to define the notion of cross spectrum between two different maps

A and B ,

4 AB 1 A _Bx
A8 = . 1.89
Y m;[“"mafm (1.89)

Interestingly, if the noise components of the two maps are uncorrelated, the noise term vanishes in mean
in the cross spectrum. Cross spectra are extensively used along all this thesis and are the central theme
of chapter 5.
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1.3 Temperature anisotropies

1.3.2 Scalar metric perturbations

Metric perturbations can be decomposed into a scalar, a vector and a tensor component evolving inde-
pendently one from each other. This classification refers to the way in which the fields transform under
three-space coordinate transformations on the constant-time hyper-surface. The vector components are
generally ignored, as there are few known physical processes in which they can be generated and they
decay with time. Tensor perturbations generates gravitational waves (sec. 1.4.4). Scalar perturbation
are the only ones that couple with matter, and thus the ones interesting for describing the temperature
anisotropies of the CMB. In Conformal Newtonian gauge the scalar first order metric perturbations take
a simple form that depends only on two functions ¥ and ¢

ds* = am)[(1 + 2p)dn* — (1 — 2¢)dx?), (1.90)

where 7 is the conformal time defined in Eq. 1.18 and x the comoving position. The two scalar potentials,
Y and ¢, play a role similar to the Newtonian gravitational potential. In the absence of the anisotropic
stress, ¥ + ¢ = 0.

1.3.3 The Boltzmann equation for photons

Eq. 1.80 can be written explicitly for the photon fluid. The left-hand side needs to be expanded to first
order. One finds

= + =+ (1.91)
dt |1t order P 519

o aod o aad|
The first two terms describe the free streaming that creates anisotropies on smaller and smaller scales
while the universe expands. The second pair of terms describes the effect of gravity.

For the collision term C[ f] instead, one has to account for Compton scattering off free-electron (with
proper number density #,.) that changes the photon distribution. Considering non relativistic electrons
and a small energy transfer, the scattering term can be written as

df B 8f0[6® P oo ap p oy

0
C~ —v%neﬁ [©0 - Op) + p- 7], (1.92)

where v;, is the baryon velocity and @y is the monopole term of the spherical harmonic expansion of ®.
When the scattering Compton is efficient, only the monopole survives. Indeed, since the mean free path
for photons is small, ys from different directions tend to have the same temperature.

Combining the two equations and rewriting it in Fourier domain one obtains

O + iku® + ¢ + ikuy = —1[@g — O + uvy], (1.93)

with = —nf*ora and u = k - p. Photons do not only have the monopole contribution but also a dipole,

a quadrupole, etc.
Eq. 1.93 is partial differential equation coupling the photons to i, ¢ and v;”.

1.3.4 Initial conditions

We have reported the Boltzmann equation governing the photon perturbation around a smooth back-
ground, but the initial condition still need to be specified. At early times, the perturbation k satisfies
kn < 1. This means that the term ® ~ @/7 is bigger than all terms proportional to k®. All the relevant

ZNote we have omitted the coupling term with polarisation.
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1. THE COSMIC MICROWAVE BACKGROUND

perturbations, at early times, have k~! larger than causal physics scale, implying that only the photon
monopole @y is relevant. Eq. 1.93 simply reads

O+ ¢ =0. (1.94)
The same equation for dark matter and baryons is
6 = -3¢, (1.95)

where ¢ describes the over-density.
From the combination of the Einstein equation and Eq. 1.94, and in the approximation ¢ = —i, one
finds
¢n+4¢=0 (1.96)

Setting ¢ = n”, the previous equation has two solutions. A decaying mode that has no impact in the
evolution of the universe and a constant mode that, once excited, can be recognised to be responsible for
the perturbation in the universe.

The combination of Eq. 1.94 and Eq. 1.95 gives

0 =30 + cst. (1.97)

If the constant term is zero, the perturbations are named adiabatic and have ny,/n, constant (where
the subscription m stands for both baryons and cold dark matter) . Otherwise, are named isocurvature
perturbations. We consider only adiabatic initial conditions.

1.3.5 Primary anisotropies

Given the initial conditions, the formal solution of Eq. 1.93 can be obtained running a Boltzmann code
like CLASS (sec. 1.5.1).

Approximating the last scattering as instantaneous, ignoring the effect of reionisation and the anisotropic
nature of Thompson scattering, one finds

O@) +yly = O +Y)l, + itV

70
Lt f (¢ + ¥)dn (1.98)
1

The various terms correspond respectively to the SW effect, the Doppler effect and the ISW effect. These
are showed in Fig. 1.8, where acoustic peaks and the damping tail are also visible.

Sachs-Wolfe effect

Eq. 1.98 says that the temperature received along 7 is the isotropic temperature of the CMB at last
scattering event on the line of sight ((®y|,), corrected for the gravitational redshift due to the difference
Y. —o. The plateau on the Cy at large scales comes from the contribution of @g + ~ ¢/3. These mode
have had no time to oscillate by recombination.

Doppler effect

From the equation for the evolution of photon energy density, is deduced that baryon peculiar velocity
oscillates 7r/2 out of phase with the photons. This cause the Doppler term to tend to fill in the troughs of
the angular power spectrum.
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1.3 Temperature anisotropies

Integrated Sachs-Wollfe effect

A photon suffers a net redshift climbing out of a potential well that correspond to a negative temperature
fluctuation (and viceversa). Hence, time variations of the metric perturbations contribute to this so called
Integrated SW effect ISW). Late-time ISW is sourced by the dark energy domination at low redshift
and thus add power incoherently. It is responsible for the upturn of the C; at £ < 10. There is also a
contribution from early-ISW coming from the evolution of potentials around recombination. It peaks
close to the first acoustic peak adding power coherently. This effect enhances the first peak since ¢ + yr
has the same sign as @¢ + .

Acoustic peaks

Before recombination, baryons are tightly coupled to photons. The perturbations in the gravitational
potential, dominated by dark matter (we are already well inside matter domination), evolve driving oscil-
lation in the photon-baryon fluid. The photon pressure and some inertia from baryon provide a restoring
force to gravitation collapse. At recombination, this oscillation pattern is imprinted in the fluid and be-
comes projected on the sky as an harmonic series of peaks. The physical length scale associated with
the peaks is the sound horizon at last scattering. This is projected onto the sky, leading to an angular
scale 6, that is our most precisely measured observable (chapter 7). The first acoustic peak (£ ~200),
is the mode that terminates its first compression at decoupling. The second peak (£ ~500), correspond
to a compression followed by a dilatation, while the third peak (£ ~800) has underwent also a second
compression, etc.

Diffusion damping

The high-¢ part of the spectrum is damped out by photon diffusion at recombination that erased the
structures smaller than the mean free path of Thompson scattering /,,.

1
l,=—-t"= (1.99)

an.or

One can thus calculate the mean-squared distance that a photon will have moved by its random walk, by
the time 7,

T dny 1
f T .. (1.100)
0 dan.or kD
The damping scale k2, damps as ¢®/k5 the perturbation at wavenumber k, and has on C; a similar

behaviour (Fig. 1.8).

1.3.6 Secondary anisotropies

While CMB photons travelled from the last scattering surface toward us, there have been some modifi-
cation in their patter due to gravitational interaction or to the interactions with the forming matter in the
universe. These are called secondary anisotropies”.

3The late ISW is, actually, a secondary anisotropy.
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Figure 1.8: Contribution of the various terms in Eq. 1.98 to the temperature anisotropiy power spectrum
from adiabatic initial condition. The figure is taken from Challinor & Peiris (2009). Note
that the units of the spectrum are arbitrary.

Lensing

The CMB photons are deviated by the presence of structure gradients in their trajectory toward us. This
effect is of the order of 2’ and is a coherent effect on the degree scale. These deviations slightly smooth
the acoustic peaks and generate power in the high-£ part of the spectrum (chapter 7). Lensing also
converts some E mode into B modes as described in sec. 1.4.5. Lensing can be measured directly from
the CMB 4-point correlation function (chapter 6).

Thermal Sunyaev-Zeldovich effect

Clusters of galaxies of 10" — 1015 My (where M is the solar mass unity whose value is (1.98855 +
0.00025) x 100 kg) trap gravitationally hot electron gas at temperature around the keV. This gas consti-
tutes roughly a quarter of the mass of the clusters and emits via radiation bremstrasstrahlung process in
the X domain. It also interacts via inverse Compton with the CMB photons. This is the so called thermal
Sunyaev-Zeldovich (tSZ) effect (Sunyaev & Zeldovich 1970). The tSZ weakly distorts the CMB black
body (e.g. Carlstrom et al. (2002); Planck Collaboration XXI (2014)), shifting it to higher frequencies
(Fig. ??). Its intensity is related to the integral of the pressure across the the line-of-sight via the Compton
parameter

y= ka—‘T;fneTedl, (1.101)

MeC

where dl is the distance along the line of sight, n, and T, are the electron number density and the
temperature respectively. In unit of CMB temperature, the contribution for a given observation frequency
vis

=g)y. (1.102)
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Figure 1.9: Anexample of the spectral distortion of the CMB photons due to thermal Sunyaev-Zeldovich
effect in galaxy clusters. The figure is taken from Carlstrom et al. (2002).

In the non relativistic approximation one has

gv) =

xcoth (g) - 4] . with x = hv/(kpTens) (1.103)

The function g(v) has a peculiar spectral signature that vanishes at 217 GHz and is negative at lower
frequencies and positive at higher frequencies. This allows the Planck satellite to measure the effect
(chapter 3). Note that the tSZ distortion is independent from redshift, allowing to detect clusters at
different z and thus to test cosmological models (Luzzi et al. 2015).

Kinetic Sunyaev-Zeldovich effect

The global movement of the thermal distribution of the hot electrons in clusters with respect to the CMB
reference frame, constitutes an additional source of distortion, even if an order of magnitude smaller
than the tSZ effect. This is called the kinetic Sunyaev-Zeldovich (kSZ) effect (e.g. Sunyaev & Zeldovich
(1980)). The clusters peculiar velocities (of the order of ~ 300km s~!) creates a dipole anisotropies
of the CMB photons, seen by the electrons. As a consequence, the amplitude of the effect is directly
proportional to the cluster radial velocity v,. In terms of CMB temperature one has

ATcwms vy

=—"Lr,, 1.104
Toms CTe ( )

where 7, = f n.ordl is the line of sight optical depth. The variation is positive if the cluster moves away
from us and negative in the other case. Note that the kSZ effect is independent of the frequency.

Reionisation

During recombination, from a ionised state, the universe enters the so called “dark ages”, becoming
neutral. However, the birth of the first stars and quasars, at late epochs (z ~ 6 — 15), ionised again the
surrounding matter (Gunn & Peterson 1965). Reionisation is not an instantaneous but a patchy process:
every source begins ionising a growing radius bubble around it and bubbles eventually joint (Ferrara
& Pandolfi 2014). Fortunately, reionisation begins sufficiently late in the evolution of the universe that
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1. THE COSMIC MICROWAVE BACKGROUND

the free electron density is small enough to affect only slightly the mean free path of CMB electron.
However, even in small fraction, CMB photons do diffuse on these free electrons and are deviated. For

132,32

a given direction on the sky 7 there is a fraction of genuine “#” photons that is lost and a fraction of
scattered photons, originally coming from other directions, and with mean temperature Tcyp, that is
gained. The net effect is a suppression of temperature anisotropies parametrised by the optical depth T

ATT(ﬁ) - A7T(ﬁ)e_7 (1.105)

This is reflected, at the power spectrum level, as a =7 suppression, and the amplitude of the observed
spectra is proportional to A;e~27. This degeneracy is well know and discussed in more detail in chapter 7.
The effect of reionisation is peculiar also in polarisation, as described in sec. 1.4.5.

1.4 Polarization anisotropies

The standard cosmological model predicts that ~10% of the photon radiation is polarised. This signal
is unique to shed light on both the beginning of the universe through constraints on inflation (sec. 1.2),
and on late time epoch through constraints on reionisation (sec. 1.3.6). Present ground based and future
CMB polarization experiment will be able to measure the CMB lensing potential up to high accuracy
(chapter 2). Here we revise briefly the formalism for polarization.

1.4.1 Stokes parameters

To completely determine experimentally the polarization of a beam of photons, a set of four measure-
ments is needed (e.g. McMaster (1954)):

e the intensity of the beam
o the degree of plane polarization with respect to two arbitrary orthogonal axis

o the degree of plane polarization with respect to a set of axis oriented at 45° with respect to the
previous one

o the degree of circular polarization

Consider an electromagnetic wave E(1) = (E1, E») propagating in a direction 7. Its polarization state can
generically be described by the intensity matrix

Pij = (Ei(ﬁ)E}“.(fz)) (1.106)

where brackets denote time averaging. As P;; is a hermitian 2x2 matrix, it can be decomposed into the

Pauli basis
1 0 0 1 0 —i 1 O
0'0—(0 1) (71—(1 O) 0'2—(1. 0) 0'3—(0 _1) (1.107)

P = I(n)oo + Q(n)os + U)oy + V(n)os (1.108)

It thus reads

where
I=|E\} +|Esf’, Q = |E\ = |Eof’, U = (E{E2 + EyE1) = 2Re(E}Ey), V = 2Im(E{Ey)  (1.109)

are the Stokes parameters that encode all the electromagnetic information. [ is simply the total intensity.
Clearly, if Q = U =V are zero, the wave is not polarised.
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1.4 Polarization anisotropies

Q and U characterise the linear polarization. The circular polarization V can be ignored in cosmology
since it cannot be generated by Thompson scattering (sec.1.4.3). Note that the temperature signal T = /4
is invariant under right handed rotation in the plane perpendicular to the direction i, but Q and U are not.
Under a rotation of an angle ¢ we have

Q' = Qcos2y + Usinys (1.110)
U’ = —Qsin2y + Ucos2y (1.111)

In sec 1.3.1 we computed the correlation function and the corresponding power spectrum for temperature.
In the analogous calculation for polarization, Q and U depend on the coordinate system. This coordinate
system is well defined on a small patch on the sky (the so called flat sky limit) but not well defined on
the whole sphere (Zaldarriaga & Seljak 1997).

1.4.2 All-sky formalism: E and B modes

The current power spectrum analysis for polarization uses Zaldarriaga & Seljak (1997) formalism of E
and B mode. A similar formalism has been developed at the same time by Kamionkowski et al. (1997).
Eq.1.110 can be rewritten as

(0 +iUY (h) = e¥2(Q + iU)(7) (1.112)

thus constructing two quantities from Stokes Q and U with a definite value of spin s=2. Temperature,

that is a scalar field on the sphere, has been expanded in sec.SECCC into spherical harmonics Y, (6, ¢),

which form a complete and orthonormal basis. These can not be used for s#0. Instead is used a similar

basis called spin-s spherical harmonics Y, (6, ¢), satisfying the completeness and orthogonality relations.
The decomposition on this basis reads

(=] +C o) +£
Q=i @) =Y Y a2¥E@) = > > (ar.m* iapm)Yia(h) (1.113)
(=2 m=—¢( =2 m=—C

where the E and B mode have been defined as
apom = 3@ +a;2) apen = (@ —az>) (1.114)

Under a parity transformation (7 — —1) E-modes remains invariant while B-modes change sign, similar
to the gradient and the curl component of the electromagnetic field. Because of their opposite parity the
cross correlation between B and E or B and T vanish. To characterize the full statistic of CMB one thus
needs only four power spectra

1
T "
¢, = 2+ 1 ;<aT,[maT,t’m>
1
EE "
G~ = 2+ 1 ;<aE,fmaE,[m>
1
TE "
G~ = 2+ 1 ;<aT,[maE,€m>

1 !
¥ = 5 ;mMmaBM (1.115)
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with

@0 7.0m) = CL 60 Omm

@ o o) = €L 50 Omrm

@ o g em) = C1 0 Omtm

(@ 0. = C2" 60 Onrm

(@ i A ) = AT O ) = O (1.116)
The power spectra are shown in Fig.1.10 for a standard cosmology. In order to give a more physical

meaning to these quantities and understand their specific features we have first to discuss in more details
the mechanisms that generates polarisation.
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Figure 1.10: Temperature (black), E-mode (green), B-mode (blue) and TE cross-correlation (red) CMB
power spectra from curvature perturbations (left) and gravitational waves (right) for a
tensor-to-scalar ratio r=0.24. The B-mode spectrum induced by weak gravitational lensing
is also shown in the left-hand panel (blue). The figure is taken from Challinor & Peiris
(2009).

1.4.3 The origin of the polarised signal

Prior to recombination, the non polarised photons interact with free electrons via Thompson scattering,
the elastic diffusion of a photon on a low energy electron. If the radiation received by the electron is
isotropic and not polarised, the diffuse beam will not be polarised either. Nevertheless, a quadrupolar
anisotropy in the incoming radiation can induce a linear polarisation. In fact, the Thompson differential
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1.4 Polarization anisotropies

cross-section for an incoming wave linearly polarized in the direction ¢ and diffuse in the direction € is

fl—g = 3% e-&p (1.117)
The scalar product |€ - €| favours the absorption of the components that are parallel to the incoming one.
This is shown in Fig.1.11(a) where the observer see a resulting polarisation corresponding respectively
to the vertical or the horizontal part of the incoming radiation. This can be shown more rigorously via
direct calculation (we follow Kosowsky (1996)), combining Eq.1.117 and Eq.1.109, and considering
a non polarised incoming radiation (thus |E P = |Ei? = 1/2). We define the polarisation vector of
the outgoing beam so that & is perpendicular to the scattering plane (we can chose %) and & is in the
scattering plane (we can chose $). The Stokes Q parameters of the outgoing wave is the difference
between the cross-section for photons polarised in the €, and & direction

2 2
30— A Al Al A 2N
0= 8_7:[2 & @ ) 18- (1.118)
= =

In our case of interest, the CMB, the outgoing wave (on 2) is the result of the summation of the incoming
wave in all the directions. Integrating over all #’ and expressing the incoming polarization in term of
their cartesian coordinates, one obtains

0@ = fdQI'(ﬁ' sin’¢ cos(2¢’) (1.119)

The Stokes U parameter can be derived in the same way just considering that it is proportional to the
difference between the cross-section of the outgoing photons polarised in the (£ + $)/ V2 and (£ — $)/ V2
directions.

U@ = —fdQI’(ﬁ')sinZG’sin(Zzb’) (1.120)

Decomposing I’(7’) on an spherical harmonic basis and using orthonormality one finds

3 2
Q- iU)3) = Z%T \/1—’5%;2 (1.121)

It is now clear that polarization of the outgoing beam can be obtained if the quadrupole moment a’, of
the incoming radiation in not zero.

1.4.4 Quadrupolar anisotropies at recombination

Thompson diffusion can therefore generate a polarised radiation provided the existence of a quadrupolar
structure in the incident radiation. Such a structure can be caused by the perturbations present in the
cosmic fluid at recombination. As we have seen in sec. 1.3.2 these arise either from scalar or tensor
perturbations (assuming vector perturbations washed out during inflation).

Polarization from scalar perturbation

For scalar perturbation, the polarised signal arises from the gradient of the peculiar velocity of the photon
fluid (Zaldarriaga & Harari 1995). Near an over-density, for example, the fluid fall into the gravitational
well faster the closer it is from the center (if we neglect the radiation pressure). A particular electron thus
sees the rest of the fluid moving away from it in the radial direction and approaching in the transverse
direction. Since our problem has a spherical symmetry, we can define the radial Stokes parameters U,
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Figure 1.11: (a) Thompson differential cross section (see text) favours the absorption of the components
that are parallel to the incoming one. Hence, a quadrupolar anisotropy in the incoming
radiation can induce a linear polarisation (Hu & Dodelson 2002). (b) Examples of E-mode
and B-mode patterns of polarisation. Adapted from Baumann et al. (2009).

and Q,. The over-density thus leads to a polarization with U, = 0 and Q, > 0. The case of the under-
density can be easily deduced to have U, = 0 and O, < 0. The gradient of the velocity is along the
direction of the wavevector so we have a pure E-mode (Fig.1.11(b)). An over-density, since photons
need energy to escape from the potential well, is seen as a cold spot and corresponds to £ < 0. On the
contrary, £ > 0 is associated to a hot spot. The velocity of the fluid is 90° out of phase with respect to
temperature meaning that the turning point of oscillator are zero point of the velocity. As can be seen in
Fig.1.10, EE polarization peaks are at troughs of the temperature peaks.

In sec.1.4.2 we saw that B-modes do not correlate with the temperature (there is no TB contribution).
Nevertheless temperature correlates with E-modes. It is actually an anti-correlation since minima and
maxima of compression correspond to turning points of the velocity of the fluid. An E-mode is modulated
in the direction of, or perpendicular to, its polarization axis. To be correlated with the temperature, this
modulation must also correspond to the modulation of the temperature perturbation. The two options are
that E is parallel or perpendicular to crests in the temperature perturbation (Hu & White 1997). Also, TE
correlation, oscillates at double frequency with respect to E and T (Fig.1.10).

Polarization from tensor perturbation

The inflationary model predicts the existence of gravitational waves. They are created as vacuum fluctu-
ations of the density perturbation and correspond to spatial metric perturbations (e.g. Dodelson (2003)).

ds® = a® |dif® = (6;j + 2hij)dx'dx | (1.122)

where h;; is traceless and transverse. Substituting into Einstein equation, and using Fourier modes of the

)
form e*** one finds

fzij+2aHh,~j+k2hij = 871'623} (1.123)

where EiTj is the transverse and traceless part of the anisotropic stress. This equation has two types of
solutions called in literature A, and hyx (Fig.1.12(a) and Fig.1.12(b)). The crossing of a gravitational
waves produces a quadrupolar distortion in the temperature of the CMB and produces both E and B
modes. Indeed, the /iy solution can induce a polarisation pattern with a curl component, thus a B-mode.

32



1.4 Polarization anisotropies

The E and B modes generated have similar amplitude (Zaldarriaga & Seljak 1997). The effect is only
important at large scales since gravitational waves are damped inside the horizon (Fig.1.10). Note also
that the tensor contribution to temperature and E-modes is weak with respect to the scalar contribution.
On the contrary, tensor perturbations are the only (known) source of primordial B-modes. Gravitational
waves at recombination carry a direct information about the energy scale of inflation (sec.1.2.3). Their
detection at large angular scales is a fundamental goal of CMB experiments. To date, the challenge is still
open (sec.1.5.2). The level of the signal is proportional to the tensor-to-scalar ratio r defined in sec.1.2.2.
So the smaller r, the more challenging is the detection. At the level of precision of Planck, with a proper
treatment of systematics, we can at least give a credible upper limit (chapter 6).

J© g

(a) (b)

Figure 1.12: The effects of a passing gravitational wave can be visualized by imagining a perfectly flat
region of spacetime with a group of motionless test particles lying in a plane (the black
dots). As a gravitational wave passes through the particles along a line perpendicular to
the plane of the particles, the particles will follow the distortion in space-time. In (a) the
distortion follows the A, while in (b) the /4 solution. This latter generates a polarisation
pattern with a curl component and thus a B-mode. The amplitude of the oscillation is
amplified for illustration purpose.

There are features in the spectra of Fig.1.10 that we have not yet describe. Next section is thus
dedicated to the effect of non primordial sources of polarisation.

1.4.5 Non primordial sources of polarisation

CMB photons are polarised by the perturbations present in the fluid at recombination. Since we observe
them today, they carry also information about the late time universe and contributions from the structures
from the last scattering surface to us. In sec.1.3.6 we have discussed the sources of secondary anisotropies
for temperature. In polarisation we have to deal again with similar effect related to reionisation and weak
lensing.

Effect of reionisation

At a late epoch, the formation of stars and quasars ionises again the universe that was neutral since the
recombination. The density of free electrons is not enough to change substantially the mean free path of
photons but diffusion on these free electron can be again a source of polarisation as seen in sec.1.4.3. In
this case, the quadrupolar structure is carried by the CMB photons themselves.

Considering a fluctuation of scale k, the observed multipole ¢ can be calculated as € ~ k(17ops — Trec)
where 7,55 — Nrec 1S the time elapsed from recombination up to the observation. If one considers the
quadrupole ¢ = 2 at reionisation one finds (e.g. Maurin (2013))

0= o
€55 ~ Kreig 010 = Threio) ~ 20—t (oo (1.124)

Nreio — MNrec
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1. THE COSMIC MICROWAVE BACKGROUND

where the last equivalence follows from the dependence of 17 on the scale factor a and z during MD.
Eq.1.124 is a simplified way to understand the fact that the polarised spectra in Fig.1.10 show a peak
around ¢ ~ 3 —4. Polarisation is thus useful to constrain the epoch and the degree of reionisation because
the amplitude is significantly increased and has this characteristic signature. Indeed C?E oc Te”" and
CfE o 72. On the contrary, on the temperature spectra, reionisation tends to suppress the anisotropies at
high-¢ suffering from a degeneracy with A;. In this thesis we have available a measurement of the low-¢
E signal (chapter 6.1) which is crucial for breaking the T — Ay degeneracy and improves the constraints
on cosmological parameters.

Effect of weak gravitational lensing

Gravitational lensing (sec.1.3.6 and chapter 6) from the forming structures deviate locally the direction
of the CMB photons. Zaldarriaga & Seljak (1998) showed that these random deflections mix E and B
modes. Even for a pure scalar fluctuation, one has the generation of B-modes at small scales (Fig.1.10).
This effect becomes dominant after £ ~ 100 thus hiding the signal from primordial B-modes. It is anyway
important as a genuine measure of the lensing field and a tracer of the underlying matter distribution.
Relevant to this thesis, future ground based CMB measurements will be able to put strong constraint on
the sum of neutrino masses (chapter 2).

1.5 The ACDM cosmology

Dark Energy
73%

Atomic Matter

4.6% / \
Light
0.005%

Neutrinos
0.0034%

(@ (b)

Figure 1.13: (a) Different observables point toward a flat universe with the ~ 73 % made up of an
unknown dark energy component that accelerate the expansion. (Kowalski et al. 2008) (b)
The various component of the total energy density. Beside the dark energy component,
the universe is made of ~ 23 % of dark matter. Baryonic matter, photons and neutrinos
constitute only the remaining 4% of the energy density.
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1.5 The ACDM cosmology

The present understanding of the universe and its evolution relies on a range of different types of
observations that have allowed the establishment of a standard cosmological model.

This model can be described with five to ten parameters, from expansion rate and the curvature, to
the matter budget of the Universe.

Here we list these parameters that have been already defined in the previous sections.

The current value of each parameter has been obtained with complementary probes providing con-
sistency checks. Combining different observable allows to brake degeneracies and to place the strongest
constraints. This is also the goal of this thesis, where we combine the Planck data with the latest results
from other experiments (chapter 6).

The ACDM model consists in a perturbed Robertson—Walker space-time metric with dynamics gov-
erned by Einstein’s equations.

To describe the homogeneous universe one only needs the current values of all the density parameters

and the Hubble constant Hy (or h, see Eq. 1.8). As described in sec.1.1.3, the density parameters include
photons €., neutrinos Q,, baryons €, and cold dark matter .. The total present matter density is €.
The physical densities of the matter components, Q;4?, is often used instead of the simple Q;.
The curvature density is €;. Up to know, data are consistent with spatial flatness, thus ;=0 (Fig.1.13(a)).
This simplify the number of parameters needed to describe the energy density of the universe. For exam-
ple, the dark energy density Q, is derived as 1 — €,,,. It is treated as the contribution from cosmological
constant, as a simple Qp ~ 0.7 is a good match to existing different data (Fig.1.13(a),1.13(b)). This is
why ACDM model is also called the concordance model.

The neutrino energy density is not taken as an independent parameter. While neutrino are relativistic
and considering three active families (N.g=3.046), €, can be related to the photon density using thermal
physics arguments. Also, from oscillation experiments it is known that neutrinos have a mass. Even
if small, this mass has potentially observable effect on structure formation. A fixed minimal value for
the mass is thus assumed in the base set of parameters, > m,=0.06 eV. The neutrino sector is discussed
further in chapter 2.

The statistical deviation from homogeneity is described by the power spectrum of the initial scalar

perturbation, that are considered Gaussian and adiabatic. Gaussianity means that, since the phases of
the Fourier modes associated with the perturbations in the value of the scalar field are independent, the
central limit theorem assures that the density probability distribution at any point in space is Gaussian.
Gaussianity refers to a property of the initial perturbations, before they evolve, since gravitational insta-
bility generates non-Gaussianity.
Adiabaticity means that all types of material in the universe share a common perturbation, so that if the
space-time is foliated by constant-density hypersurfaces, then all fluids and fields are homogeneous on
those slices, with the perturbations completely described by the variation of the spatial curvature of the
slices (Olive et al. 2014).

One can approximate the spectrum by a power-law described by the spectral index 7, and the ampli-
tude Ay (sec.1.2.2).

In sec.1.2 inflation has been presented as the simplest mechanism for generating the observed per-
turbations. The quantum fluctuations are amplified and stretched to astrophysical scales by the rapid
expansion, and the primordial power spectrum can be expressed as a function of the slow roll parameters
(sec.1.2.3).

Theory predicts also tensor perturbations but since they are believed to be weak, the base model
assumes r = 0. If this condition is released, a simple single field inflation is in general assumed, so that
r and n, are not independent and that the consistency equation (Eq.1.70) is used.

The universe is known to be highly ionised at low redshift. This is described using the optical
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1. THE COSMIC MICROWAVE BACKGROUND

depth 7yjo; in the approximation of instantaneous and complete reionisation, this could equivalently be
described by the redshift of reionisation zZjo-

In the base ACDM model used in this thesis one of the parameter is the angular scale of the sound
horizon at last-scattering

0. = r5(z:)/Da(z.), (1.125)
where z, is the redshift of recombination (sec.1.1.7), D4 the angular diameter distance (Eq.1.25) and
7(2) dn/

re(z) = (1.126)

0 B +pu/Apy)

with 77 being the conformal time.

The values of the cosmological parameters described above, are known at present with good accuracy.
Present and future experiments will be able to put even stronger constraints and test in deeper the present
understanding of the universe. This thesis describe how they can be constrained using the latest Planck
data or in combination with other datasets from ground based CMB experiments or late time distance
measurements. The general agreement between CMB and these latter is shown in Fig.1.13(a). Baryon
Acoustic Oscillation (BAO) and Supernovae of type Ia (SNIa) data (chapter 6), point, with the CMB,
towards a flat universe with Q,, ~ 0.3 and Q5 ~ 0.7.

The model can be extended to include non standard physics for example for the dark energy sector
or for the neutrino sector. We postpone a more detailed explanation on standard model extension, when
needed, to later in this thesis.

1.5.1 C; computation

For each set of the cosmological parameters, the evolution of perturbation, can be accurately followed (at
least until perturbation stays small) using a linear theory numerical code such as CAMB* or CLASS”, to
solve the Boltzmann equations. These are suited to compute CMB anisotropies.

While official Planck results uses CAMB, in this thesis results are obtained using the CLASS (Blas
et al. 2011; Lesgourgues & Tram 2011).

Since we perform, in chapter 7, some comparisons to Planck published results we check the compat-
ibility of the results in sec. 7.1.

Codes like CLASS or CAMB are a necessary ingredient to construct a likelihood of the data (chapter
5) and to extract the constraints on the cosmological parameters (chapter 7, 8.

In Fig.1.14 are shown the different shape of the power spectra obtained with a Boltzmann solver using
different values for the cosmological parameters. Changing the curvature ), for example, modifies the
angular distance under which we see the CMB anisotropies, shifting the position of the peaks. The
baryon density €2, changes the ratio between the amplitude of compression and dilatation peaks and the
amplitude of the peaks, while the cold dark matter density (). enhances compression peaks.

The CMB spectrum, almost entirely defined by recombination physics is almost insensitive to the late
time contribution of the dark energy. Therefore, any measurements of Q,, in a non-flat cosmology, must
rely on external datasets. We recall that in the standard flat cosmology Qa =1 - 3; Q; (Eq. 1.17).

Different parameters change the spectrum in similar ways and complicated degeneracies prevents a
clear statement on the separate effect of each of them. While discussing our results we will however
enters in more details on this.

4http://camb.info/
http://class-code.net/
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Figure 1.14: The different shapes of the temperature power spectrum with different values for the dark
energy density, the baryon density, the cold dark matter density and the curvature. The
figure is taken from Hu & Dodelson (2002).

1.5.2 Observational status of temperature and polarisation

The development of the present-day cosmological model was made possible by the improvement in the
quality of the CMB temperature data achieved in the last decades. This thesis makes use of the latest
Planck data, as described in details in chapter 5. Data from the previous release are shown in Fig.1.15
together with the WMAP power spectrum estimate and smaller scale results from ACT (Das et al. 2014a)
and SPT (Story et al. 2013). The agreement is very good.

While the first detection of CMB temperature anisotropies dates back to 1965, polarisation, which is
one or two orders of magnitude weaker, was only detected in 2002 by the DASI experiment (Kovac et al.
2002).

Nowadays, beside Planck data, the TE signal has been detected by many experiments from WMAP
(Larson et al. 2011) to BICEP (Chiang et al. 2010), BOOMERANG (Piacentini et al. 2006), CBI (Sievers
et al. 2007), DASI (Leitch et al. 2005) and QUAD (Brown et al. 2009) (Fig.1.16(a)).

The expected anti-correlation at £ ~ 150 and £ =~ 300 (see for example (Peiris et al. 2003)) are
well visible. Since the polarisation anisotropies are generated at the last scattering surface, the existence
of correlation at angles above about a degree (see sec.1.2.1) demonstrate that there were super-Hubble
fluctuations at the recombination epoch (Olive et al. 2014). The sign of the correlation also confirm the
adiabatic paradigm (sec. 1.3.4).

At large angular scales (¢ < 10) the excess signal compared to the one expected from temperature
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Figure 1.15: Status of the temperature power spectrum measurements. In black are shown the Planck
2013 data. The agreement with WMAP (red) and ACT (green) and SPT (blue) is very
good. The figure is taken from the Particle Data Group (PDG) (Olive et al. 2014).

alone, is an indication of the reionisation bump discussed in sec.1.4.5. The effect is also confirmed in
WMAP C fE results and is compatible with z = 10 but with large uncertainties. The analysis of Planck
data in this thesis (Chap.5) tells us more about reionisation.

The EE spectrum, which is even more difficult to measure, from again WMAP, BICEP, BOOMERANG
(Montroy et al. 2006), CBI, DASI, QUAD, and adding CAPMAP (Bischoff et al. 2008) and QUIET
(QUIET Collaboration: D. Araujo et al. 2012) experiments, is shown in Fig.1.16(b). The peak at £ ~ 400,
corresponding to the first trough in temperature oscillations, is indeed clearly visible. Planck polarisation
data (Chap.5) are much more precise, showing at least four peaks in the EE spectrum.

These polarisation measurements are a clear supporting evidence of the general cosmological pic-
tures, with polarisation patterns coming from Thompson scattering at z =~ 1100.

We conclude with a few word on the BB spectrum (Fig.1.17). The first indication of the existence
of a BB signal has come from the detection of the lensed B modes, originated by the conversion, by the
effect of gravitational lensing, of E to B-modes (sec.1.4.5). The SPT experiment derived a measurement
using a cross correlation technique between polarisation and the lensing potential (Hanson et al. 2013).
The POLARBEAR experiment achieved a direct measurement of the lensed B-modes in the range 500 <
¢ < 2100, rejecting the hypothesis of no B-mode polarization power from gravitational lensing at 97.5%
confidence (The Polarbear Collaboration: P. A. R. Ade et al. 2014).

In Fig.1.17 are also shown the data point from the BICEP2 experiment (Ade et al. 2014) down to the
recombination peak at £ =~ 100. The conclusion of the joint Planck and BICEP analysis (BICEP2/Keck
and Planck Collaborations 2015) is that the signal is compatible with the polarised dust emission mea-
sured with Planck 353 GHz at these low scales.
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Figure 1.16: Pre Planck status of TE (a) and EE (b) measurements. The figure is taken from the Particle

Data Group (PDG) (Olive et al. 2014)

Conclusions

In this chapter we have described the standard cosmological model, the cosmic microwave background
and its interplay with the evolving universe. We have summarised the assumptions of the ACDM model
and the role of the minimal set of parameters needed to describe the present cosmological data. We
have seen that the CMB is not the only relic of the hot Big Bang, there is also a background radiation
composed of neutrinos that decoupled when the universe was a few seconds old. This latter, and in
general the neutrino properties, are the subject of the next chapter.
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Figure 1.17: Status of BB measurements. In green the POLARBEAR direct measurements of the lensed
B-modes (The Polarbear Collaboration: P. A. R. Ade et al. 2014). In blue the SPT points
derived from cross correlation with lensing (Hanson et al. 2013). In red the BICEP2 mea-
sure at the level of the recombination bump (Chiang et al. 2010). The figure is taken from
the Particle Data Group (PDG) (Olive et al. 2014)

40



Chapter 2

Neutrinos and Cosmology

In this chapter we give an overview of neutrino physics and their impact on cosmology. In sec. 2.1 we
briefly describe the role they have in the standard model of particle physics and in sec. 2.2 the general
idea of why new physics is required to give them mass. Indeed, we know that they are massive from
neutrino oscillation measurements. In sec. 2.3 we report some of the latest results, also discussing the
neutrino hierarchy question. Since in this thesis we are interested in the measurement of the absolute
scale of neutrino mass using cosmological data, we report in sec. 2.4 the status and the future prospects
of direct mass measurement using 8- and S5-decays. Sec. 2.5 describes the cosmic neutrino background
and its impact on the CMB through the parameters Xm, and N.g, the absolute scale of neutrino masses
and the number of relativistic degrees of freedom, respectively. In sec. 2.6 we briefly discuss the role
of massive neutrino on large scale structure (LSS) and present the forecast for future experiments on the
joint constraints from CMB and LSS in sec. 2.7. We conclude the chapter reporting Planck constraints
on sterile neutrinos (sec. 2.8).

2.1 Neutrinos in the Standard Model

Although radioactivity coming from 8 decays was known since the early twentieth century, it was only
in 1930 that Pauli imagined the existence of a new weakly interacting light particle that could explain the
observed continuous spectrum. Three years later, Fermi included the neutrino in its four-fermion contact
interaction to explain the decay of the muon (Fermi 1934). This effective low energy theory has been
further enriched since then and S decays are now described by the well know maximal parity violating
V-A structure, where only left-handed particles and right-handed antiparticles interact (e.g. Peskin &
Schroeder (1995))

Gr
V2

It is part of the Lagrangian of weak interaction of the standard model (SM).

The standard model of particle physics is a gauge theory described by two symmetry groups: S U(3)¢
for strong interaction and S U(2); X U(1)y which describes the unified electro-weak interaction. The
Brout-Englert-Higgs scalar field spontaneously breaks this latter symmetry down to U(1)o, which de-
scribes the electromagnetic interaction. The electro-weak model has a specific structure for the lepton
sector in which the left-handed component for a charged lepton lies within a doublet with the correspond-
ing neutrino, while the right handed component is a singlet. The SM does not contains right handed
neutrinos, preventing the construction of a Yukawa term that could describe their mass, in analogy to
charged leptons.

Ly = — @y (1 = ys)m)(ey(1 = ys)v), 2.1)
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Hence, the experimental results on neutrino oscillations (sec. 2.3.1), implying a mass for the neutrino,
point to the existence of new physics beyond the standard model. The physical laws that allow neutrino
to be massive are still open to debate. Next section briefly describes the main idea of the mass generation
mechanism.

2.2 Mass generation mechanisms

One of the open challenge of particle physics is to answer the question whether neutrinos are Dirac
or Majorana particles. We start this section with some useful definition to point out the differences
between the two. A rigorous treatment is out of the scope of this thesis and more on the subject can
be found in Peskin & Schroeder (1995); Maggiore (2004); Giunti & Kim (2007); Lesgourgues et al.
(2013) between others. The standard model Lagrangian is constructed to be invariant under gauge and
relativistic transformations. The SM is thus a Lorentz-invariant field theory. Since parity is know to be
violated by the weak interaction, the Weyl (chiral) spinors ¢ and g are commonly used to describe the
matter content. One can define the operation of charge conjugation C on Weyl spinors to be

VA (2.2)

where o2 is the Pauli matrix and O'sz transform as a right handed spinor. Charge conjugation thus
transforms a left spinor ¢ in a right one.
Beside Weyl spinors, it is also possible to construct a Dirac field such as

_ [ YL
Y= ( Uk ) (2.3)

This has four complex components, and it provides a basis for a representation of both Lorentz and parity
transformations. With a Dirac field is possible to construct the bilinear term ¥¥ = Py that is scalar
under a Lorentz transformation. Associated with a dimensionful constant it plays the role of a Dirac
mass term

mPY = i + i), 2.4)

that is invariant under the redefinition ¥ — ¢/®¥ and thus under the global charge symmetry associated
with it.

Dirac spinors are not the only four-component spinors having the correct transformation rules under
a Lorentz transformation, one can also construct a spinor in which i and ¥ are not independent, but

rather yg = i(le,//z
v
Yy = . 2.
This is called a Majorana spinor and is invariant under charge conjugation C

Pm) =n¥u, (2.6)

where 7 is a global phase factor. For a Majorana spinor the particle and the antiparticle are identical.
Also, it is possible to write a Majorana mass term (Majorana 1937)

mPy ¥ar = mW) g2 Wi g+ Uh g ULR) @2.7)

Contrary to Eq.2.4, this term violates the conservation of any global charge associated to ¥y,. This means
that a spin 1/2 particle which carries a U(1) conserved charge cannot have a Majorana mass. However, a
possible candidate for a particle which could have a Majorana mass is the neutrino.
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2.2 Mass generation mechanisms

Both Dirac and Majorana mass terms are not invariant under the gauge group SU2); X U(1)y.
However, Dirac terms for the charged lepton are generated in the standard model by the spontaneous
symmetry breaking (SSB) mechanism. In the absence of right handed neutrino v, the same can not be
done to generate a Dirac neutrino mass. On the other hand, the generation of a Yukawa term with EVL
term via SSB requires an Higgs scalar field with isospin I=1 that is not the standard one. A neutrino mass
term thus requires extensions to the standard model. Considering the SM as a low energy effective theory
valid only up to a certain energy scale, one can introduce an effective non-renormalisable dimension 5
operator, built with the Higgs field H (Weinberg 1979)

(Hivp)?

L=Lsv+ A,

+ ... (2.8)

where Ay is an energy scale related to new physics. Inserting the Higgs VEV, one end up with a
Majorana mass term with m, ~ /‘{—ZL ~ 0.1 eV and thus A; ~ 10'* GeV, just below the GUT scale
(Agur ~ 10'° GeV).

2.2.1 Dirac or Majorana?

The straightforward extension to the standard model is the addition of a right handed neutrino vg. Since
it is not seen in weak interaction it needs to be “sterile” or interacting much more weakly than the left-
handed neutrinos. The neutrino v allows to construct a Dirac mass term. The Yukawa term m,vgv; +

VLVR, 1s proportional to the Higgs vacuum expectation value (VEV) v, since m, = /l\/LE. The order of

magnitude of m, ~ 0.1 eV thus requires low coupling constant A ~ 1072, Also, gauge invariance allows
to construct a Majorana mass term for the neutrino right, so a pure Dirac-type neutrino would require
this mass to be zero.
In the general case where the SM is enlarged with the addition of right handed chiral fields that are
gauge singlet, one can define
+ C + C
7 (23] X = Yr + Wr) ‘ 2.9)
V2 V2
The most general mass term reads
Ly = -Myv — MgXX — Mp(vX + Xv), (2.10)

where M| and My are Majorana mass term and Mp a Dirac mass term that couples the two fields. One
can assume M; = 0 since, as previously pointed out, a Majorana mass term for the left-handed neutrino
can not be generated by the SM Higgs field. Eq. 2.10 can be rewritten in matrix form for N flavours

2.11)

T
Ln=-O )_()M(;), M:( 0 MD)

Mp Mg

where now Mg et Mp have dimension N X N. Note that if My also vanishes one is left with N Dirac
neutrinos. This matrix can be diagonalised. In the simpler problem of only one flavour one can see that,
if Mp < MR, the eigenstate are Majorana neutrinos: a light one with mass m ~ MIZ) /Mg and a heavier
one with mass M. This is the basic principle of the see-saw mechanism (e.g. Mohapatra & Senjanovic
(1980)). It allows to justify the smallness of the active neutrino mass and leave open to new physics the
generation of the mass for the sterile neutrino. Also, integrating out vg, the NR interaction of Eq. 2.2 is
recovered.

Neither oscillation experiments or cosmology are able to clarify the nature of neutrino mass and the
only dedicated experiment is the search for neutrino-less double-8 (0v23) decays briefly discussed in
sec. 2.4.
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2.3 Neutrino mixing
The results of oscillation experiments (sec. 2.3.1) state that neutrinos are massive, in analogy with the

quark sector and the CKM matrix (Kobayashi & Maskawa 1973), the flavours eigenstates (v,, v, v;) are
not the mass ones (v, v, v3) and the two are related by a unitary matrix

3
Va) = Z Ui (@ =e ). (2.12)
k=1

Using the notation ¢;; = cos6;; and s;; = sin#é;;, the Pontecorvo-Maki-Nakagawa-Sakata (Maki et al.
1962) mixing matrix can be decomposed as

1 0 0 C13 0 sp3¢™ cio s O 1 0 0
U = |0 c3 s» 0 1 0 —sp cp O || 0 e 0 | (213)
0 —s23 23 —S13€_i6 0 c13 0 0 1 0 0 e

The parameter of the first matrix describe the mixing in the atmospheric sector, the second is related to
reactor neutrinos (the phase ¢ describes CP-violation), the third one to the solar sector, and the last one
contains the Majorana phases. One can show that the oscillation probabilities depend on the square mass
differences. The measurements of oscillation thus confirm that neutrino are massive. However, they
cannot establish the absolute scale of neutrino masses. There are direct mass measurements dedicated to
this (sec 2.4), but a privileged laboratory is indeed cosmology, both from neutrino mass effect on LSS
(sec. 2.6) or on the CMB (sec. 2.5). This latter is the central theme of chapter 8.

2.3.1 Oscillation measurements

In this section we briefly describe some of the experimental techniques for the determination of the
oscillation parameters.

Solar sector

The solar sector is historically the first one to have been investigated, even if the imprecise knowledge
of the Sun model prevented to have a clear idea on the results. The Solar model is now well established
and electron neutrinos v, are known to be produced mainly by pp and pep chains. The density in the
center of the Sun is such that electron neutrinos are produced as pure mass eigenstates v,. The electron
density decreases going towards the outside of the Sun and this affects the propagation of neutrinos since
the effective potential can strongly modify the transition probability with respect to the vacuum state.
Indeed, via the Mikheyeyev-Smirnov-Wolfestein (MSW) effect (e.g. Wolfenstein (1978)), if the electron
density reaches a critical value, a resonance is produced and the eigenstate v, is no more a v, but a linear
combination of v, and v.. Once the surface of the sun is reached, the neutrinos undergo the standard
vacuum oscillation till the Earth. Hence, solar neutrino experiments are sensitive to disappearance of
electronic neutrinos and allow the measurement of 0y, and Am%l. This latter parameter is known to be
positive, since the MSW resonance is not otherwise possible. This information is important for neutrino
hierarchy (sec. 2.3.2).

Solar neutrinos can be detected via inverse S-decay or neutrino elastic diffusion on electrons using
water as the target. It is however the Sudburby Neutrino Observatory' (SNO), that, using heavy water

Thttp://www.sno.phy.queensu.ca
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and thus both charged and neutral current interaction, has definitively proven the oscillations in the solar
sector. The current results on solar neutrino parameters are (Olive et al. 2014)

Am%l =17, 58t8’§§ x 107%eV? sin 6y, = 0, 306i8’8i§. (2.14)

Atmospheric sector

Atmospheric neutrinos are produced as secondary products of the interaction between the atmosphere and
the cosmic rays. Being very energetic, also muon neutrinos v,, can be observed with Cherenkov detectors.
These experiments are sensitive to v, disappearance caused by the oscillation v, — v, allowing the
measurement of the parameter 6,3 and |Am%3|. Since oscillations are in vacuum, this latter is known
without the sign. This missing information is at the origin of the hierarchy problem (sec. 2.3.2). The best
constraints come from long-baseline neutrino experiments. Recent results are from MINOS? and T2K*
with similar precision. This latter reported (Abe et al. 2014)

Am3s| = 2,51 £0.10x 107V sin® 63 = 0,514°5035 (2.15)

Reactors/Accelerators

With reactor and accelerator experiments is possible to measure the angle 8;3. Roughly speaking, reactor
experiments search for v, disappearance, while accelerator experiment search for appearance of other
flavour from muon neutrinos. 63 is an important measurement since this angle is coupled to the CP
violation phase ¢ (Eq. 2.13). The best constraint has been obtained combining the results from the
reactor experiments Daya Bay*, RENO?, and Double Chooz® (Olive et al. 2014)

sin® 613 = 0.0251 + 0.0034. (2.16)

The CP phase is still unknown but there are some preferences for sind ~ —1 that could be strengthened
by the T2K antineutrino appearance results.

2.3.2 Neutrino hierarchy

Oscillation measurements leave open the question of neutrino hierarchy, since it is still not known
whether the solar neutrino doublet (vy, v») has a mean mass smaller than or greater than the remain-
ing atmospheric neutrino (v3). Indeed, as just seen in sec. 2.3.1, while the solar sector measures the
mass square difference with the sign (a peculiarity of neutrino oscillation in matter), the atmospheric
neutrino results is known only with an absolute value. As shown in Fig. 2.1, if the solar doublet has
smaller mass than vs, the hierarchy is said to be normal, otherwise it is called inverted (e.g. Mena &
Parke (2004)). Up to now there is still no statistically significant information on hierarchy from the
available data. Although it might be possible to measure hierarchy using long base lines (at least at 307)
(LBNE Collaboration et al. 2013), crucial results will come from the new dedicated extension of neutrino
telescopes, e.g ORCA (Franco et al. 2013).

As discussed in sec. 2.7, also future cosmological data will be able to distinguish between the two
hierarchies. Indeed, the two cases have different lower limits for £m, (the sum of the mass eigenvalues),
deduced from oscillation results.

2https://Www—numi.fnal. gov/
3http://t2k-experiment.org/
“http://dayabay.ihep.ac.cn/twiki/bin/view/Public/
Shttp://hcpl.knu.ac.kr/neutrino/neutrino.html
6http://doublechooz.in2p3.fr
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Figure 2.1: The two possible hierarchies are shown. The three mass eigenstate are color coded with
an example of the flavour content of the three neutrino mass eigenstates consistent with all
existing data. Figure taken from Hew (2012).

o Normal Hierarchy: m; < my < ms with

my ~ (Am2)* ~ 0.0087 eV and my =~ |Am4|'? ~ 0.050 eV (2.17)

o [nverted Hierarchy: msz < m; < mp with

my =~ |AmA|Y? ~ 0,050 eV (2.18)

In NH and considering the lightest neutrino to be massless, one obtains Xm, > 0.06 eV, as assumed in
the base ACDM model used in this analysis (sec. 1.5). For the IH, one gets Xm, > 0.10 eV. This means
that, if one measures with sufficient precision Xm, < 10 eV, the IH can be excluded.

2.4 Mass measurements

The oscillation results described in sec. 2.3.1 are not able to constraint the total value of the neutrino
masses. In the next section we will see how cosmological data can constraint the absolute scale via the
neutrino impact on the growth of structures. It is however possible to constrain directly the electronic
neutrino mass via S or 0v2g decays.

e The end of the 8 decay spectrum is sensitive to the mass of the electronic neutrino defined as
mé = |Ue,~|2ml.2. The best limit up to date comes from the Troitsk experiment (Aseev et al. 2011)

my, < 2.05eV 95% CL. (2.19)

KATRIN (KATRIN collaboration 2001), a new generation tritium beta decay experiment, is cur-
rently under commissioning and will have sub-eV sensitivity (~ 0.2eV). This measurement is
kinematic and independent of whether the neutrino is of Dirac or Majorana type.
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o The typical time of the neutrinoless double 8 decay can be related to the effective Majorana mass

2l 2 2 2i(23-6) 2 (2.20)

_ 2 2
mgg = C{,C\3M] +e S12C13M2 + e $13Mm3

with ¢;; and s;; the cosine and sine of the angle of the mixing PMNS matrix of Eq. 2.13. ¢ is the
CP violation phase and A> and A3 the Majorana phases. In Fig. 2.2 mygg is shown as a function of
the lightest neutrino mass with 20~ uncertainties. Note that there are combination of the PMNS
matrix for which the effective mass can vanish.

The detector NEMO’, for example, non observing a signal studying 7 kg of '’Mo, fixed the limit
T7),(*"'Mo) > 1.0 x 10**ans 90% CL, (2:21)
which corresponds to a limit on the mgg mass of
Imggl < (0.31 —0.96) eV 90% CL. (2.22)
The next generation SuperNEMO, is expected to have a sensitivity of
lmgg| < (0.048 —0.118) eV 90% CL. (2.23)

A detailed analysis can be found in Blondel (2013). Similar sensitivities will be attained by other
experiments like CUORE (Giachero et al. 2015) and GERDA®.
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Figure 2.2: Effective Majorana mass mgg (with 20~ uncertainties) as a function of the lightest neutrino.
Prediction are indicated for normal hierarchy (NH), inverted hierarchy (IH) and the quasi
degenerate case (QD). Red zones are in correspondence of CP violation. (Olive et al. 2014)

"http://nemo.in2p3.fr
8http://www.mpi-hd.mpg.de/gerda/
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2.5 Neutrinos and the CMB

In sec. 1.1.7, while going through the thermal history of the universe, we have said that, at Tge. =
1 MeV, neutrinos decoupled from the plasma creating what is nowadays called the cosmic neutrino
background (CvB). Since neutrinos are fermions, their distribution is a Fermi-Dirac (with negligible
chemical potential) and their average momentum is a given function of the temperature (p) = 3.157,.
A direct detection of this signal is still far but there are some proposal using capture on tritium (e.g.
PTOLEMY (Betts et al. 2013)). Indirect detection of the cosmic neutrino background can be achieved
using its effects on the CMB power spectrum and it is thus possible to study it with experiments such as
Planck.

2.5.1 The cosmic neutrino background

The standard cosmological model predicts that the CvB temperature today is 70 = 1.9 K. This temper-
ature is computed in relation to the well known CMB temperature, using conservation of the quantity
S(a)a’, where S is the entropy density (e.g. Dodelson (2003)). Neutrino where already decoupled at
T =~ m, when electron positron annihilation heated the photons. This argument leads to the prediction

T, = 4/11)'3T,. (2.24)

As for the CMB, T, simply falls as a!. Neutrinos have no impact on recombination history. At the level
of background cosmology, they only affect the expansion rate, during radiation domination when they are
relativistic, and during matter and the late dark energy domination era when they become non-relativistic
(Lesgourgues et al. 2013). This section gives an overview of how the impact of the CvB is in general
treated in CMB studies, i.e. the parameters Xm, and Neg.

e Ym, is the sum of the masses of the three active neutrinos (n; +my +m3). As discussed in sec 2.3.2
its minimal value is 0.06 eV (0.10 eV) in normal (inverted) hierarchy. In principle, cosmology,
although insensitive to the nature of neutrino mass (Dirac or Majorana) would be sensitive to the
three mass splitting. However, at the level of accuracy of Planck (and of the next generation
of CMB experiments) one can safely consider the degenerate scenario. Note that large scales
structures (sec. 2.6) are potentially much more sensitive to the separate effect of masses than the
CMB (Jimenez et al. 2010). The effects of Xm, on the temperature power spectrum are discussed
in sec. 2.5.2.

e The parameter N.g is in general associated with neutrinos, but it accounts for any (~massless)
degree of freedom beyond photons, relativistic during radiation domination. These include axions,
any light relics, or even background of gravitational waves (Henrot-Versillé et al. 2015). It is
defined as (e.g. (Lesgourgues et al. 2013; Abazajian et al. 2013)

4
T[4\
pr=3 (ﬁ) Negepy = 0.2271Negipy, (2.25)

where the 7/8 comes from the F-D statistic. In sec. 2.5.3, the effects of N.g on the temperature
spectra are examined.

In chapter 8, we will discuss in details the constraints on these quantities from our analysis.

The energy density of massive neutrino species as a function of the comoving momentum g = pa

and TY reads
q*d 1
_ 99 E |2 2
py(a) = o eq/TO T q* + myla (2.26)
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Using the definition of N.g of Eq. 2.25, and assuming neutrino species have equal mass, one can write
Eq. 2.26 as Komatsu et al. (2011)

py(@) = 0.2271Negrpy f(mya/TO), 2.27)

with
120 x%4/x2 +2
=== f P b (2.28)
™ Jo e*+1

Eq. 1.31 can now be rewritten exactly for the more general case of massive neutrinos

(Qc + Q) Ly

H(a) = H{———+

Q
— —l+ 0.2271Negt f(mya/T)] + a—é‘ + Qp )12 (2.29)

2.5.2 Effect of Zm, on the CMB
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Figure 2.3: The location of three main effects of massive neutrinos on the temperature power spectrum.
The figure is taken from a talk of Julien Lesgourgues.

Today, standard neutrinos for which Eq. 2.24 can be considered valid, have
(pdo = 3.15(4/1D)'PTy = 5.28 x 10™* eV (2.30)
and have had, at equality,
(Pleq = (1 +26q) 528 x 1074 eV ~ 1.5 eV (2.31)

So neutrinos with mass between this range, become non relativistic during matter or dark energy dom-
ination (e.g.Lesgourgues et al. (2013)). More massive neutrinos m, > 1.5 eV would had been already
non relativistic at recombination with much deeper impact on the CMB.

It is in general difficult to properly describe the effect of a specific parameter on the CMB spectra
since there are degeneracies and some parameters combinations can mimic other different parameters.
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It is important, for example, to keep unchanged the redshift of equality or the positions of the peaks
since they are well constrained by present CMB data. Three main effects for massive neutrino can be
recognised Lesgourgues et al. (2013), as depicted in Fig. 2.3.

e The variation of Xm, keeping z.q, 75y, and 6, fixed, induces a variation in Q,,h* that can be com-
pensated by changes in h and Q4. Neutrinos thus play an indirect role in the duration of the A
dominated era, the induces a late-time ISW effect at very low multipole (sec. 1.3.5). This effect is
however hidden by cosmic variance (Eq. 1.88).

o The largest effect is in the range 20 < £ < 500 and is caused by the early-ISW effect (sec. 1.3.5)
since the neutrino masses impact the evolution of ¢ + . Its amplitude is approximately given by

AC,

Cy __(ul)ngv)' (2.32)

Note that the effect decreases with neutrino mass. The WMAP limit on Xm, comes from this effect.

o The last effect is due to CMB lensing (sec. 1.3.6). The lensing deflection can probe the growth
of structure at small redshift and is thus sensitive to neutrino masses. Neutrinos damp the scales
smaller than their free-streaming length, hence wave-numbers bigger than

12
k=0, 191/2(—’" ) h Mpe~, 2.
k= 00180} (15 pe (2.33)

where k is calculated at their non relativistic transition
(1 + znR) = 2000(m/1 eV) imposing m, = 3.15T%(1 + zxgR). (2.34)

It is a high multipole effect and Planck offers a unique opportunity to precisely constrain Xm,, since
it measures small scales down to £ = 2500.

2.5.3 Effect of N, on the CMB

To catch the true effect of Neg on the CMB spectra, one should keep fixed the z., (Eq. 1.39) and the an-
gular size of the sound horizon 0, (eq. 1.125), resulting in a high-£ effect almost entirely due to increased
Silk damping, caused by the increased expansion rate (Hou et al. 2013). Indeed, Ng affects the ratio
r4/7s between the diffusion distance at recombination r, and the sound horizon ry. Since r4 oc 1/ VH but
rs o< 1/H, globally
M« VH (2.35)
Is
Thus, the CMB can measure the expansion rate in the early universe and, as a consequence, Neg. The
effect on the damping tail can be seen in Fig. 2.4. Also, during radiation domination, neutrinos reduce
metric fluctuation resulting in a reduction of the oscillation amplitude (Hu & Sugiyama 1995; Lesgour-
gues et al. 2013)
ACe = ( 4 (2.36)

0.2271N.g |\
Ce

1+ 0.2271Negr

15

A further effect of the presence of a neutrino background is a unique phase shift of the CMB mode
oscillations, caused by the “neutrino drag”, the gravitational effect of neutrino perturbations on CMB
(Bashinsky & Seljak 2004). This results in a smaller value of ¢ for the acoustic peaks, with a shift of
Alpeak = 10 (Lesgourgues et al. 2013). This effect can be used to constrain the properties of the neutrino
background perturbations, described via the parameters c.g and cyis, respectively the neutrino sound
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speed in its reference frame and a viscosity parameter (due to the anisotropic stress) (Hu 1998). Results
are, up to now, compatible with the expected values for a standard, non-interacting, neutrino background
(cgﬁ, csis) = (1/3,1/3) (Smith et al. 2012). Planck results, with the addition of polarisation, exclude a
vanishing value for cyis at 90~ (Planck Collaboration. XIII. 2015).
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Figure 2.4: The effect of N.g = 4 on the CMB temeprature spectra (in red) with respect to the standard
3.046 value (in black). There is globally en effect on the damping tail (see text). The C,
have been computed with CLASS.

2.54 N from particle physics

The standard model of particle physics still miss an explanation on why the number of active neutrino
families N, should be three’. However, it has been precisely measured from studies of Z production
in e*e” collisions (Groom et al. 2000). The difference between the total Z width and the width corre-
sponding only to Z decays into quarks and charged leptons, is called the invisible partial width Tjy,y. It is
assumed to be due to N, light neutrino species each one contributing to the neutrino partial width I',, as
given by the standard model. To reduce the model dependency, instead of using directly (I',)sm, the ratio
of neutrino to charged leptonic partial widths (I', /T7)sm is used. The combined result from the four LEP
experiments is

N, =

Finy (T¢
r,

—) = 2.984 + 0.008 2.37)
Iy SM

2.5.5 N. and BBN

In sec. 1.1.7, we have mentioned that, when the universe was about three minutes old, the first light
elements synthesised. The so called Big-Bang nucleosynthesis (BBN) is sensitive to physical conditions

9We call this number N, and not N, just because it has a different definition. In the case of only three active families and
no light relic in the early universe, the two coincide.
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in the early radiation dominated universe and primordial abundances inferred from observational data
are in agreement with the standard cosmological model (Olive et al. 2014). These abundances have been
determined by different processes which happened around 7 ~ 1 MeV. Indeed, this is roughly the typ-
ical binding energy for light nuclei (Q = m, —m, ~ 1.3 MeV), the neutrino decoupling temperature
(Eq. 1.38), and the electron non-relativistic transition temperature. This latter has only an indirect effect
(e.g. Strumia & Vissani (2006)): at T ~ m, the ee — 7y annihilation heated photons and not neutri-
nos'’. The neutron fraction at “freeze-out” n/p = ¢~2/Tir ~ 1/6 (using Eq. 1.35), is indeed sensitive to
both strong and electromagnetic interactions. After neutrino decoupling, the neutrons S-decay until the
universe is sufficient cold to bound them in nuclei. The n/p fraction is reduced to 1/7. Note that this
happens at T ~ 0.07 MeV (Fig. 2.5). Almost all neutrons form *He because it is the light nucleus with
the largest binding energy. The prediction for the *He mass fraction'! is Y, = 2n,/(n, +n,) ~ 0.25, and
it weakly depends on the baryon/photon ratio 77, and on Neg (e.g. Strumia & Vissani (2006)). The other
nuclei (D, *He, T, " Li, ...) have smaller abundances (Fig. 2.5) that also depend on Npy and Neg.

Although produced ~ 180 seconds after the Big-Bang, BBN abundances are observed at much later
epochs and are polluted by stellar processes, inducing systematics errors in the measurements. It is,
however, possible to estimate from them constraints on 7, (and thus Qph?%) and Neg. In Planck Col-
laboration. XIII. (2015), using the PArthENoPE code (Pisanti et al. 2008), which gives a prediction for
Y p(Qbhz, N.g), BBN measurements are compared to CMB predictions on these parameters. In particular,
the *He bounds from Aver et al. (2013) and the deuterium bounds from Cooke et al. (2014) are used. In
Fig 2.6, 68% and 95% constraints in the Q> — Neg plane from Planck temperature and polarisation data
are plotted together with the direct BBN bounds. The agreement between CMB and BBN is clear, and
CMB constraints lie at the intersection between *He and deuterium estimates.

2.6 Neutrinos constraints from large scale structures

We have seen in sec. 2.5, that the CMB is sensitive to neutrino masses since their free streaming sup-
presses the growth of structures. However, the derivation of the initial conditions in sec. 1.3.4 considers
that structure formation does not distinguish between photons and neutrinos. A qualitative discussion
on the effect of neutrino on LSS (e.g. Strumia & Vissani (2000)) is interesting at this point. For a more
detailed and rigorous treatment see for example Lyth & Liddle (2000); Lesgourgues et al. (2013).

Small fluctuations in the dark matter density dpym = dppm/epm << 1 evolve according to

SDM + 2H5DM = 471'G(5p, (238)

where 0p is the fluctuation around the average total density, accounting for both dark matter and neutri-
nos. Until neutrino are relativistic, they can not cluster and dp, = 0. Eq. 2.38 can be rewritten as

SDM + 2H5DM = 47Z'Gp(1 - fy)dDM, (239)
where f, = p,/opm. If f, = 0, structures evolve during matter domination, only in the presence of

dark matter as dpy oc #2/3 o« T~!, increasing primordial fluctuations by a factor roughly eV/T,,,, ~5000
producing the observed LSS.

10Note that, as said in sec. 2.5.3, that this is not entirely true since the small correction to Neg = 3 comes from non-completed
neutrino decoupling by the time of electron-positron annihilation.

""The most important experimental parameter for this prediction is the neutron lifetime 7,,. In Planck analysis is used the
fiducial value 880.3 s.
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Figure 2.5: Evolution of the main nuclear components of the BBN. The figure is taken from Strumia &
Vissani (2006)
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Figure 2.6: Planck constraints in the Quh> — Ni plane compared to confidence regions derived from
4He and deuterium measurements. Y » 1s fixed as a function of Q% and Ngg. Figure is
taken from Planck Collaboration. XIII. (2015).

On the contrary, if f, > 0, there is a suppression of the growth of structures and the solution, for
constant f,, becomes

ST AT -1

opm (D) < a(®)? with p= 2

(2.40)
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Note that fluctuations do not grow if f, = 1 (i.e. a universe dominated by relativistic particles) and one
recovers the decay mode of sec. 1.3.4. If neutrino started to be non relativistic at axr, for @ > angr, the
term f, slows the growth of fluctuation suppressing the matter power spectrum P(k). This suppression
can be approximated as

Psp, _ aIZ\I(}i_p) ~ e 3 (2.41)

P *m,=0

This is a maximal effect realised only at small scales. The results of a more accurate calculation are
reported in Fig. 2.7 for different values of m,. The wave-number k of Eq. 2.33 determines the begin
of suppression. In principle, the different masses for the three neutrinos have slightly different effects,
allowing to be sensitive to the hierarchy. In Fig. 2.7 are also reported the sensitivity ranges of various
cosmological probes. Indeed, galaxy surveys, 21 cm surveys, and the Lyman-« forests trace the underly-
ing baryonic matter clustering in LSS, and it can be shown that this follows, up to a bias, the dark matter
distribution, allowing to measure the matter power spectrum.

Via Lyman-« forests in quasar spectra, one can reconstruct the hydrogen density fluctuations along
several lines of sight in a given redshift range. If only linear scales are probed, the hydrogen fluctua-
tions can be assumed equal to the total baryon fluctuations. However, Lyman-a observations typically
constraint the matter power spectrum in the wavenumber range 0.3 < k < 3h/Mpc (Fig. 2.7) and in
the redshift range 2 < z < 5, where also mildly nonlinear scales are concerned (Croft et al. 2002), re-
quiring hydrodynamical treatment of baryons. Viel et al. (2010) presented a conservative analysis based
on Ly-a-SDSS data that includes massive neutrinos as hot dark matter in N-body simulations, finding
the constraint Xm, < 0.9 eV (95% CL). More recent constraints using 1D Ly-a flux power spectrum
measurements from SDSSIII-DRY data release in combination with CMB data leads to an upper limit of
Xm, < 0.15 eV (95% CL) (Palanque-Delabrouille et al. 2013).

Redshift-space distortions could, in principle, be an even more powerful probe since these mea-
surements can break the degeneracy between the bias and the amplitude of the dark matter fluctuations
(Abazajian et al. 2013). Also, via high angular resolution observations one can reveal the gravitational
weak lensing of background galaxies in the presence of other LSS (cosmic shear). This can be used to
infer neutrino mass since it provides a way to measure the matter fluctuation spectrum at low redshift
(the CFHTLens survey data (Heymans et al. 2012), for example, are used in (Planck Collaboration. XIII.
2015)).

2.7 Forecasts from near-future and future experiments

The Planck measurements of the full sky temperature and polarization anisotropies used in this thesis
provide good constraints for the parameters m, and Ng. However, in the search for B-modes, an
accurate estimation of CMB polarization still needs a deep understanding of foregrounds and systematics
as well as new data from suborbital experiments and future space missions. The Simons array, the funded
expansion of PolarBear, and similar experiments, will be able to measure the sum of the neutrino masses
via the measurement of lensed B modes (sec. 1.4.5). These accurate lensing measurements will have an
uncertainty of only 58 meV, which will reduce to 16 meV when combined to BAO data'’. Large-scale
structure data provide a precious late-time measurement of distances, allowing to break the intrinsic
degeneracies of the CMB. The significant improvement on the constraint of Xm, might allow to reach
the limit to discern between normal or inverted hierarchy (sec. 2.3.2). In the longer term the combination
of CMB data with Euclid ', to be launched in 2020, will constrain the sum of the neutrino masses with

12http ://bolo.berkeley.edu/polarbear/
Bhttp://sci.esa.int/euclid/
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Figure 2.7: Fractional change in the matter density power spectrum as a function of the comoving
wavenumber k for different values of Xm,. On the top of the figure the range of sensitivity
for representative probes are also shown. Figure taken from Abazajian et al. (2013)

a statistical error of only 3 meV, sufficient to distinguish unambiguously between the two hierarchies. In
Fig. 2.8, taken from Abazajian et al. (2013), are shown the current constraints and the forecast sensitivity
of cosmology to the neutrino mass in relation to the hierarchy. The current cosmology bound on Xm,,
is the subject of this thesis and it is discussed in chapter 8. The KATRIN limit on the lightest neutrino
mass has been mentioned in sec. 2.4. The sensitivity from future long base line experiments, already
mentioned in sec. 2.3.2, is also shown.

2.8 CMB and sterile neutrino constraints

. I . . . . -) ) ..
Neutrino oscillation experiments reported some hints for eV-scale sterile neutrinos from v, and v, dis-

appearance and g/_#)—>(v_e) appearance (Lasserre 2014). The global fits of the data involve one or two sterile
neutrinos mixing with the three active ones (the so called 3+1 and 342 schemes). An explanation of all
hints in terms of oscillations seems to suffer from tensions between appearance and disappearance neu-
trino data (Kopp et al. 2013). It is however interesting to search for sterile neutrino in cosmological data.
This kind of analysis is model-dependent so results should be compared with care. In sec. 2.5 we have
described the two parameters Xm, and Neg. Let’s clarify again that ¥m, account for the mass of the three
active neutrinos and Neg > 3 would be a sign of the presence of extra massless degrees of freedom. To
search for massive sterile neutrino one need to specify another framework. We report in this section the
result from Planck Collaboration. XIII. (2015) on this subject. There, it is assumed a model where there
are one massive active neutrino, carrying the whole mass Zm,, two massless active neutrinos'* and one

14As already notice, considering three degenerate neutrinos with mass m, = Zm,/3 or one massive neutrino m, = Zm, and
two massless, makes no important differences in the results. However, this latter configuration is computationally faster in
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Figure 2.8: Current constraints and the forecast sensitivity of cosmology to the neutrino mass in rela-
tion to the hierarchy. The two black diamonds present two typical cases, the lowest Xm,,
value would be measured at 40 level. Note that forecast are performed using Fisher matrix
approach where the likelihood is supposed to be Gaussian. Figure is taken from Abazajian
et al. (2013).

massive sterile neutrino. This latter is assumed to be thermally distributed with an arbitrary temperature
T,. Since p o T*, one has
Negt — 3.046 = AN = (T/T,)*. (2.42)

If T, coincides with the thermalisation temperature of the active neutrino 7, (Eq. 2.24), this model has

one extra degree of freedom and thus N.g ~ 4. For cosmological data this parametrisation is undistin-

guishable from the Dodelson-Widrow scenario Dodelson & Widrow (1994) with active-sterile neutrino

mixing (Lesgourgues et al. 2013). The massive sterile neutrino is parametrised by m¢T . | that is related
a v,sterile

to the true mass via

f 3/4_thermal
mf/,sterile = (ANCE) / m;t:rrilllflia . (2-43)
In Fig. 2.9 are reported samples of the Planck temperature chains in the Neﬁ-mf,gterﬂe plane. The

dashed lines constrain the physical thermal mass and report values in eV. For low values of Neg this
physical mass is very large. It thus describes sterile neutrinos that are already non relativistic well before
recombination. In this case they behave like dark matter and cannot be uncorrelated from the Q.h?
parameter'> (see also the results in Planck Collaboration. XVI. (2014)). It is thus considered a prior

mgt‘:rrfl‘:ﬂ < 10eV oreven 2 eV for the following final tighter constraint
. Neg < 3.7
95%, Planck +lensing+BAO off (2.44)
M erite < 038 eV
CLASS.

I5Note that warm dark matter (~keV) as well is completely unconstrained by CMB data.
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Note that the the combination Neg ~ 4 and mgt‘;rll“;al ~ 1, the one preferred to solve oscillation anomalies,

is disfavoured by Planck data. In Fig. 2.9, the sample are also color coded to show the vale of o5. As
we will discuss in chapter 8, a non standard neutrino sector has been proposed to solve, for example, the
tension between Planck power spectrum analysis and Planck cluster counts or CFHTLens galaxy weak
lensing constraints on this parameter (Planck Collaboration. XIII. 2015). One can obtain a low value of
og with low values of AN.g and allowing for a massive sterile neutrino, helping in reducing the tension
with ACDM estimate. However, Planck is perfectly consistent with no massive sterile neutrinos.
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Figure 2.9: Samples from Planck data in the Neg-m<f

v,sterile
of the sterile neutrino mg:glrl‘;dl is constrained along the grey dashed, with indicated the mass

in eV. The grey region is excluded in the analysis. (Planck Collaboration. XIII. 2015).

plane, color coded by og. The physical mass

Conclusions

In this chapter we have discussed the need for physics beyond the standard model to justify a mass term
for the neutrino. The striking evidence that neutrinos are massive comes from the measurements of neu-
trino oscillations of which we have presented the current status and the open hierarchy question. While
oscillation experiments are insensitive the the absolute scale of neutrino masses, this can be measured
using cosmological data. The relic neutrino background and its subtle impact on the CMB, encoded in
the two parameters Xm, and Neg, has been described. For constraining these parameters, one needs high
quality CMB data. In this thesis we use the results from the Planck satellite, that is presented in the next
chapter.
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Chapter 3

The Planck mission

Third generation spatial mission after COBE (Smoot et al. 1992) and WMAP (Bennett et al. 2003),
Planck is an ESA satellite dedicated to the measurement of the CMB anisotropies. A picture is shown
in Fig.3.1(a). Launched in May 2009, it has collected data until October 2013 from the Lagrange L2
point of the Earth-Sun system. The nominal mission data, released in 2013, consisted in 15 months of
observations. The full mission data, used in this thesis, consider all the 29 months of the High Frequency
Instrument (HFI) data and include polarisation.

In this chapter we describe the satellite, the data processing and the main products of the mission,
focusing in particular on what is relevant for this thesis.

3.1 The satellite

As described in Tauber et al. (2010), Planck is an imager based on an off-axis Gregorian telescope.
The optical system is made of two mirrors: the primary of about 1.5m and the secondary of about Im
(Fig.3.1(b)). They have to stay cooled to stem thermal noise. Their operative temperature is around
45K obtained by isolating with a baffle that shields also from parasite light. With the focal plane, the
optical system and the baffle compose the payload of the satellite. The remaining part assures the correct
behaviour of the instrument and is the service module. It contains the solar panels, all the necessary
electronics, and the attitude control, the antenna, the cryogenic system and the helium and hydrazine
reservoirs for manoeuvres. The two parts are isolated via a V-grooves passive cooling. A schematic
picture of the satellite can be found in Fig.3.1(b).

3.1.1 Cryogenic system

Conceived to achieve a full-sky cartography of unprecedented precision and angular resolution, Planck
focal plane contains two separate instruments: the Low frequency Instrument (LFI) (Bersanelli et al.
2010) and the High Frequency Instrument (HFI) (Lamarre et al. 2010).

To achieve the required precision the noise level has to be controlled and kept very low. To this
purpose, LFI and HFI have to be kept cooled down to 20K and 0.1K respectively. This is achieved with
a complex structure combining the passive cooling of the V-grooves with an active cooling system. Me-
chanical cooling is delicate since one has to minimise the impact of vibration and transfer of momentum
to the focal plane.

There are three successive stages to reach the desired temperature (Planck early results. 1I. 2011):

e The sorption cooler is a closed-cycle sorption cooler using hydrogen as the working fluid with a
Joule- Thomson (JT) expansion, which produces temperatures below 20 K. It cools the LFI focal
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plane to its working temperature of 20K and provides a pre-cooling to HFI.

e The *He — JT cooler is a closed-cycle cooler using a Stirling cycle compressor and *He as the
working fluid with a JT expansion, which produces temperatures of 4 K. It is the temperature of
the LFI reference loads and another pre-cooling stage for HFI.

o The dilution cooler phase is twofold. The first phase is a cooling to 1.6K again throw a JT ex-
pansion, this time of *He and >He. The second phase is based on a micro-gravity dilution cooler
principle (Benoit et al. 1997). Dilution of 3 He bubbles in *He capillaries allows to reach 100mK
on the HFI focal plane. After dilution the gas is expelled into space.

Focal plane

Secondary

\-grooves

Service Module
Star trackers

Antenna
Solar array

(b)

Figure 3.1: (a) A picture of Planck. (b) Schematic representation of the satellite. The various compo-
nents are highlighted. (Tauber et al. 2010).

3.1.2 Scanning strategy

Planck observes the sky from the Lagrangian L2 point of the Earth-Sun system. Its scanning strategy
(Delabrouille et al. 1998; Dupac & Tauber 2005) has been conceived to optimise data redundancy, sky
coverage and also to attain a measure for polarisation. Its spin axis is almost aligned with the Sun-L.2
axis and the solar panels are kept oriented towards the Sun. The direction of observation, is oriented at
85° with respect to the spin axis. Planck scans the sky with wide circle every minute (Fig.3.2(a)). It is
kept stable for periods ~40-50 minutes long called rings for which data are redundant. This redundancy
is vital for optimising SNR and for treating systematics, in particular 1/f noise.

After aring, the satellite is then shifted by 2 arcmin resulting in a mean shift of 1° per day. If the angle
between the spin axis and the direction of observation were exactly 90° we would have had a perfect full
sky coverage in 6 months and ring intersection exactly at the ecliptic poles. In order to have a more
homogeneous sky coverage, the spin axis of the satellite precedes around the Sun-L2 axis, describing a
cycloid with an amplitude of 7.5° and a 6 months period. This has been chosen to respect the constraints
imposed by the thermal stability (thus avoiding Sun exposure) and also to assure the dispersion of the
orientations of detectors needed for the reconstruction of polarisation (sec.3.2).

An almost complete scan of the sky, called survey is realised in 6 months. Full mission data, that
are used in this thesis, consists of ~5 surveys (29 months). Surveys 1,3 and 5 and 2, 4 respectively, are
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similar in sky coverage and scanning path, while 1,2 and 3, 4 scanned almost the same sky with opposite
directions.

In Fig.3.2(b) is reported, in galactic coordinates, the number of observations per pixel (clipped at
5000 for illustration purpose). Hits counts show that the sky coverage is not homogeneous and that there
is redundancy around the ecliptic poles.

hit counts

(a) (b)

Figure 3.2: (a) The Planck satellite is located in the lagrange point L2 and its spin axis is in precession
around the Sun-L2 axis. It pivots around the spin axis at the speed of 1 tour per minute,
keeping a fixed pointing for ~40 minutes (a ring). It progress of 1° per day. (b) Hit number
maps in galactic coordinates (Mollweide projection), cut at 5000 for representation purpose.

3.2 Detectors characterisation

The Planck focal plane contains the two instruments LFI and HFI, observing the sky at different frequen-
cies from sub-millimeter to micro-waves. LFI measures the sky in three bands centred respectively on
30, 44 and 70 GHz, and based on radiometer technology (sec.3.2.2). HFI uses bolometers and focuses on
higher frequencies from 100GHz to ~1THz sampled in 6 bands (sec.3.2.1). The actual detectors for the
two instruments are preceded by corrugated horns serving as wave-guides. The wide frequency coverage
is designed to target the peak of the CMB emission but also the foreground emissions like synchrotron,
free-free, and Galactic dust thermal emission.

Detector photometry

At each time ¢, the response of a polarisation sensitive detector to a polarised signal can be approximated
as (Jones et al. 2007):
d; = g(I + p[Qcos(yY; + @) + Usin(y + a)]) + n; @3.1)

in which n is the noise, g is the total gain, p is the polarisation efficiency, ¢ is the angle between the
focal plane and the reference system in which Q and U are defined and « stands for the relative detector
orientation with respect to the focal plane.

Polarisation reconstruction

The reconstruction of the full-sky polarised signal requires the combination multiple polarisation sen-
sitive devices. To determine (I,Q,U) we need to combine the signal of at least three detector that have
measured d with different values of the total angle ¥ + @ (modulation). The Planck scanning strategy
(sec.3.1.2) does not allow to have this variety of angles for a single detector (with the exception of the
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spot around the ecliptic poles). It is thus necessary to combine detectors with different orientations.
As can be seen in Fig.3.5(b), different pairs of detectors, for a given frequency, are tilted by 45°. This
configuration allows for the optimal reconstruction of the polarisation, where the measurement errors in
the Stokes parameters I, Q and U are independent of the direction of the focal plane and decorrelated
(Couchot et al. 1999).

Nevertheless, combining more than one detector has inevitably some problems. Any difference be-
tween intensity measurements will induce leakage of intensity to polarisation. In particular, an error
on the relative calibration causes a leakage between the reconstructed Stokes parameters; this induces
temperature to polarisation leakages, and E to B leakage at the level of the spectra(Rosset et al. 2010),
with dramatic consequences on the precision we can reach. This is why a calibration (sec.3.3.3) is very
important.

Next section describes in more details the HFI instrument that it is the of this thesis. Some notions
on LFI are given in sec.3.2.2.

3.2.1 The High Frequency Instrument

HFI measures the sky in 6 frequencies centred respectively at: 100, 143, 217, 353, 545, 857 GHz. These
numbers have been chosen for attaining specific scientific goals, from the characterisation of the CMB
anisotropies to the study of Galactic and extragalactic foregrounds. They are discussed in more detail in
sec. 3.5.

The HFI detectors are bolometers. The radiation energy is left via Joule effect on an absorber of
low heat capacity, which is a grid of gold wires on a silicium nitrate support. The incoming radiation is
absorbed causing a rise in temperature measured through a thermistor, namely, a Neutron Transmutation
Doped (NTD) germanium thermistor. The thermistor is polarised in current so that the rise in temperature
causes a measured change in the bolometer output voltage.

HFI is equipped of two types of bolometers: those sensitive only to the intensity of the incoming
radiation and those sensitive to polarisation. The placement of the wires determines this specific property.

Spider Web Bolometers (SWB) (Bock et al. 1995), in Fig.3.3(/eft), collect the CMB total power with
a spider-web-like grid. This configuration enhances sensitivity and robustness to vibration, and reduces
time response and cross section with astro-particles (Tristram & Ganga 2007). The grid characteristic
scale is related to the wavelength of the radiation of interest, reducing the background coming from lower
wavelength. The NTD thermistor is at the center of the web.

For Polarisation-Sensitive Bolometers (PSB) (Jones et al. 2003), in Fig.3.3(right), the grid is rectan-
gular. In this configuration, only the two perpendicular directions are important. In each PSB, absorbers
do cover only one of these directions, giving sensitivity to the linear polarisation in to this orientation.

Ideally, the polarisation efficiency p of Eq.3.1 is one for a PSB. Inversely, p = 0 for a perfect SWB
and thus only a measurements of the total intensity is obtained.

In practice, SWBs are slightly sensitive to polarisation (p ~ few%) and PSBs have p ~ 90% since
there are some leakages in the direction orthogonal to the polarisation we want to measure (Rosset et al.
2010).

A system of horns leads the radiation through bolometers (Fig3.5(a)). In Fig.3.4 are shown the
various stages of this optic line with the cryogenic temperature associated. The collection of incoming
photons is achieved via two back-to-back horns. This stage at 4K is a waveguide in between the two
horns that pre-filter the accepted frequencies. The next stage, at 1.6K, completes the filtering. There is
then a last horn at the working temperature of 100mK. It is isolated from the rest of the optic line and
optic coupling is ensured by a lens.

Fig.3.5(b) is a schematic representation of the focal plane. HFI consists in 52 bolometers plus 2 blind
bolometers for the estimation of instrumental effect like temperature fluctuation of the focal plane. 20
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bolometers are SWBs and 32 are PSBs. PSBs are assembled in pairs of orthogonal polarisation sensitivity
(called PSB-a and PSB-b). Only the four lower frequencies are sensitive to polarisation.

The angular acceptance, called beam, depends on the whole optic chain, from the shape of the mirrors
to the shape of the horns. It is estimated from the observation of planets, mainly Saturn and Mars'. For
a given direction of observation, the signal received is the convolution of the real signal with the beam.
When the beam are not rotationally invariant, the total signal depends on the orientation of the satellite.
Beams are thus important in the map-making process and in the building process for spectra. We will
come back to this in chapter 5.

In general the angular resolution of the instrument is defined as the full width at half maximum
(FWHM) of the Gaussian adjusted on the mean beam for each frequency. The ellipticity has to be
accounted for. HFI angular resolution varies between 10 and 5 arcmin. A summary of the properties of
HFI can be found it Table3.1.

Table 3.1: Characteristics of the HFI detector (Planck Collaboration. 1. 2015)

Central freq. (GHz) 100 143 217 353 545 857
Bandwidth (GHz) 329 458 645 1014 171.3 245
Num of detectors 8 8 8 8 4 4
(of which polarised) (8) 4 4 4) - _

Effective beam FWHM; [arcmin]* 9.68 7.30 5.02 494 483 4.64
Effective beam FWHM, [arcmin]® 9.66  7.22 490 492 467 422

Effective beam ellipticity €° 1.186 1.040 1.169 1.166 1.137 1.336
Temperature noise [ uKcpypdeg] 1.29 055 078 256

Temperature noise [kJysr~'deg]? 0.78 0.72
Polarisation noise [ uKcypdeg] 1.96 1.17 1.75 7.31 . C

2 FWHM of the Gaussian whose solid angle is equivalent to that of the effective
beams.

b FWHM of the elliptical Gaussian fit.

¢ Ratio of the major to minor axis of the best-fit Gaussian averaged over the full sky.

d Estimate of the noise in intensity scaled to 1° assuming that the noise is white.

¢ Estimate of the noise in polarisation scaled to 1° assuming that the noise is white.

HFT noise sources

There are several physical processes that give a white noise contribution to the measurements.

e photon noise is an unavoidable contribution. It is due to the Poisson fluctuations of the number of
photons that hit the detector and comes from the CMB signal itself.

e phonon noise, residual thermal noise
e Johnson noise from electronics, reduced by the low temperature.

The last two are reduced thanks to the cryogenic cooling at the very low temperature of 100mK, to
the control of the thermal noise, and to the readout electronics that is fast and low noise.
A supplementary parasite effect for some of the channel is the random telegraphic signal of unclear origin

IThere is also a tiny contribution from the far-side lobes originated by multiple reflections, diffraction and diffusion of the
light, that are estimated with full simulation of the optical architecture .
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Figure 3.3: Picture of a 143 GHz spider web bolometer (leff) and of a 217 GHz polarisation-sensitive
bolometer (right). The temperature sensor is at the center of the SWB and at the upper edge
of the PSB (Lamarre et al. 2010).

4K Filtres Bolometer

Front horn Hadihomi

Waveguide Detector horn

16K|g Lens

Figure 3.4: System of horns and bolometers. The three horns back-to-back guide the wave through the
frequency filters and to the bolometer. Different cooling levels are also shown (Lamarre
et al. 2010)

that causes a rapid random shift of the mean level of data (the “pop-corn" noise). The bolometer 143-8,
545-3, and 857-4 has been excluded from the analysis for an excess of this noise.

3.2.2 The Low Frequency Instrument

As the COBE Differential Microwave Radiometer (DMR) and WMAP, LFI is composed of differential
radiometers. A radiometer is a device whose output voltage is proportional to the power received by a
horn antenna. This output is then amplified by a High Electron Mobility Transistor (HEMT). HEMTs are
well suited for CMB experiments since they have a low noise and a wide bandwidth but their sensitivity
is limited by long scale gain variations. The 1/f noise can be reduced using differential radiometers
where the input is not a single antenna but an antenna and a reference load. The two signal paths are in
antiphase so that common 1/f vanishes.

LFI differential radiometers, based on the same technologies than previous space missions, represent
however a step forward in terms of performances. They are cryogenically cooled down at 20K to reduce
amplifier noise and make them more sensitive. The reference load temperature is the 4K stage of HFIL.
Having the reference load temperature close to the temperature of the signal limits the effects systematics
(Tristram & Ganga 2007).

In the focal plane (Fig.3.5(a)) LFI horns are around HFI ones since they are less sensitive to optical
aberrations. There are 22 radiometers all sensitive to polarisation. OrthoMode Trasducters (OMT) are
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Figure 3.5: (a) HFI and the LFI horns picture taken during ground tests. (b) Focal plane scheme: fre-
quencies are identified by colors and the horn identification numbers are also indicated (LFI
horns in red, HFI horns in blue). The black crosses indicate the direction of sensitivity to
linear polarisation for pairs of bolometers or radiometers within each horn (horns with no
cross correspond to bolometers sensitive to total power only) (Tauber et al. 2010).

used to separate the orthogonal polarisations with minimal losses. Relative sensitivity per pixel (AT/T
par pixel) is of a few 107 and the angular resolution is of 33, 28 and 13 arcmin for the 30, 44, and 70
GHz respectively. There are 4 detector at 30 GHz, 6 at 44GHz and 12 at 70GHz. This latter has a larger
number of detectors, since it is in the window where foregrounds are minimal and thus has a special
interest for cosmological results.

The LFI instrument can be used to constrain the large scale part of the CMB power spectrum and
its polarisation data can be used to put constraint on reionisation. In chapter 6.1 we briefly describe
how the low-¢ part of the likelihood can be built using the 70GHz maps cleaned with the 30GHz for the
synchrotron and HFI 353GHz for Galactic dust.

3.3 HFI data treatment

The exploitation of Planck measurements to achieve precise cosmological and astrophysical results,
relies on a complex chain of data treatment and analysis. We focus here only on the HFI detector. In
Fig3.6 this three level process is reported in a schematic view.

At Level 1 raw data transmitted by the satellite are uncompressed and re-organised to create the time
ordered data (Time Ordered Information, TOI). At this stage a number of checks on the parameters of
the instruments are also performed to understand if the instrument and its devices are working correctly
(looking at the housekeeping telemetry) and to assess the quality of scientific data (looking at the Science
Telemetry).

Level 2 includes a series of modules for the processing of the TOI (Fig3.7). The final products of this
stage are the sky maps for each frequency. TOI processing is briefly described in sec.3.3.1. The main
stages of the calibration process are summaries in sec.3.3.3

At Level 3 the maps and the relevant informations on the instruments are used for the realisation of
several products of high scientific interest that are released to the community. These are the component
maps, where the different spectral properties of the CMB and the foregrounds are used to disentangle
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them (Appendix A.2), compact source catalogs (Appendix A.l), and the likelihood. This latter is the
central theme of this thesis and is discussed in details in chapter 5.

Trend
analysis
products

I Create raw database |—>

v
TOI processing |«

Mapmaking and calibration }<— 'qulasn —»{ In-fight characterization

\ Instrument /

model

LEVEL 1

LEVEL 2

Update TOI processing

Maps,
Healpix rings

I Component separation I ICompact Sources I
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Catalogues, Masks
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Code

Figure 3.6: Schematic picture of the data analysis pipeline. Adapted from Planck Collaboration. VI
(2014).

3.3.1 TOI processing

At the L2 level, the raw timelines are corrected for the effect of systematics induced by the detection
chain or by the environmental effects. To identify and subtract properly all these effects, an on-the-fly
characterisation of the instrument has been performed along the entire mission, updating constantly the
instrument model that is then used to TOI processing (Fig.3.6). The various steps of TOI processing
include demodulation, degliching, correction for bolometers non linearities and for temperature fluctu-
ations of the environment, correction of 4K lines and, finally, flagging of the unusable samples. In this
section we briefly review these steps. For a detailed description see Planck Collaboration. VI (2014);
Planck Collaboration. VII (2015).

Demodulation

To avoid as much as possible 1/f noise due to electronics, the polarisation current at the bolometer
bounds is alternate (AC bias) (Lamarre et al. 2010). To optimise this process, the modulation frequency
is chosen to be foa = facq/2 = 90Hz, where fu., = 180Hz is the frequency at wich data are sampled.
The first step in TOI processing is thus the demodulation and decompression of the signal.

ADC correction

An analog-to-digital converter (ADC) device is used to convert the continuous voltage measurement to a
digital number that represents the voltage’s amplitude. ADCs suffer from non-linearity errors caused by
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Figure 3.7: Level2 schematic HFI pipeline (Planck Collaboration. VII 2015). The left part of the
schematic involves TOI processing and beams production, while the upper-right part rep-
resents the map-making steps. Blue: what has been update between the 2013 and 2015
analysis. Yellow: released data products.

their physical imperfections, resulting in a deviation from linearity in their response.

In the 2013 analysis, this errors where found responsible for an apparent gain variation in the data,
that had been treated at the map-making stage (Planck Collaboration VI 2014). For the 2015 data release,
the correction for this systematic errors has been implemented as a direct ADC correction at the TOI
level.

In general, the defects of an ADC chip are fully characterised by the input levels corresponding to
the transitions between two consecutive output values. An ADC defect mapping is usually run on a
dedicated ground test bench. This had not be performed for HFI ADC devices. Nevertheless, dedicated
flight data ("warm data"), were recorded during the 1.5 years of the LFI extended mission, between
February 2012 and August 2013. During this period the bolometer temperature was stable at about 4 K
and HFI bolometers where measuring no signal anymore but only Gaussian noise. The defect mapping
was obtained by inverting the histograms of the accumulated fine-grain sampled raw data and has been
use to correct the non-linearity.

Degliching

One of the main systematic effects that need to be subtracted is the energy deposition from high energy
cosmic rays for which the shielding of the baffles is not sufficient. There is on average one event per
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seconds. The rate is anti-correlated with solar activities” and includes mainly cosmic rays of Galactic
origin. The typical signal is a glich, namely a rapid rise of the signal followed by a slower decrease.
These gliches are iteratively detected and subtracted at the TOI level.

Gain non-linearities correction

The timelines must be corrected to account for slightly varying power absorbed by the bolometers. These
variations comes from the sky load and 100mK bolometer plate temperature fluctuations. To cure these
non linear effects, the Voltage-to-power conversion step is parametrised by a second order polynomial
and fitted over the sky.

Thermal drift decorrelation

A common mode due to temperature fluctuation of the 100mK cooler stage has to be removed during this
step of TOI processing. This correction relies on the measurements of the coupling coefficients between
the bolometers and the bolometer plate temperature. The variations of this latter are measured using the
two dark bolometers as proxies®. The effect is anyway not big and negligible for the 1.6K and 4K stages.

4K cooler line removal

Frequency vibrations of the 4K cryogenic stage are harmonics of the signal sample frequency (10, 20,
30, 40, 50, 60, 70, 80 and 17 Hz). This electromagnetic interference produces peculiar lines in the signal
power spectrum that are removed using a Notch filter reducing contamination to be less then 3% of other
sources of noise”.

In 2013 data, there was, however, a residual effect affecting multipoles at £ ~ 60(f/1Hz) i.e., 600,
1020,1200,1800,..with a particularly visible features at £ ~ 1800.

In the 2015 analysis, additional selection processes has been introduced to mitigate the effect and the

¢ ~ 1800 feature has disappeared (Planck Collaboration. VII 2015).

Transfer function deconvolution

The temporal response of a bolometer and its electronic have to be properly taken into account. There is
typically a delay in the reaction to a rapid signal that acts like a low-pass filter. The time constants are
generally from a few milliseconds to few tenths of seconds. They are characterised using the response to
intense point source as planets.

The identification of very long time constants (VLTC) of the order of a few seconds and their in-
clusion in the analysis, is one of the calibration process greatest improvement of the 2015 analysis with
respect to the 2013 results (Planck Collaboration. VIII 2015). VLTCs, if not corrected, introduce a sig-
nificant shift in the apparent position of the Solar dipole, resulting in a leakage of the Solar dipole in the
orbital dipole. This is important since the dipole is used for the calibration of the data. Some details of
the calibration process are described in sec.3.3.3.

Jump correction and Sample flagging

In some pointing periods, signal removed TOI show sudden jumps. The jumps (in average a few per day)
are corrected subtracting a constant template from the timelines and are flagged around the recovered

2More solar activities means stronger magnetic fields that deviates away the cosmic rays that are charged particles.
SHFI 100mK thermometers have too many cosmic hits to be used.
“It affects anyhow the ability to characterise and remove ADC nonlinearities
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position (these flags correspond to only a fraction 107> of data). Flags are also associated to unstable
pointing periods (7% of data), gliches (8-20%), and transit of solar system objects (planets and asteroids).
The flagging of data is important to distinguish which data need to be projected at the map making level.

In Fig.3.8 is shown a portion of TOI data after processing. At the end of TOI processing, there are
still some systematics in the data seen as a correlated noise component at low frequency. This is treated
at mapmaking level.
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Figure 3.8: Two minutes portion of a ring from bolometer 143-a after TOI processing. The global
modulation is the dipole. At 2020 seconds we recognise the Galaxy; 30 seconds after there
is again the signal from the Galaxy but weaker (we are farther from the center). Grey lines
are the flags (17% of the whole ring). Figure taken from (Racine 2014).

3.3.2 In-flight characterisation

As shown in Fig.3.6, at Level 2, data are used to build a model for the HFI instrument, the IMO. The
IMO is used to update the TOI processing and optimise mapmaking and calibration.

We have already underlined, for example, that the knowledge of the temporal response of the bolome-
ters is vital for a correct analysis of the TOIs. The characterisation of the transfer function comes together
with other in-flight detector descriptions that are necessary for any further analysis.

Detector pointing

The mapmaking process requires the knowledge of the pointing of individual detectors. The satellite
pointing comes from the star tracker camera subsystem but in practice we need pointing of each detector.
The detailed geometry can be measured by comparison with the position of Mars, that is a bright and
nearly pointlike object. The actual construction of rings (sec.3.3.3) is done using this reconstructed focal
plane geometry.

Detector beams

As said in sec.3.2.1, the estimation of beams relies on the observations of planets. We have quoted in
Table 3.1 the mean value, for each HFI frequency, of the beam using a Gaussian approximation. A more
complete characterisation for the beams can be done using a decomposition on two different orthogonal
basis: the Gauss-Hermite polynomials and the B-spines® (Planck Collaboration. VI 2014). This latter

3A spline is a numeric function that is piecewise-defined by polynomial functions, and which possesses a sufficiently high
degree of smoothness at the places where the polynomial pieces connect (which are known as knots). Any spline function of
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Figure 3.9: B-spline hybrid scanning beams reconstructed from Mars, Saturn, and Jupiter. The beams
are plotted in logarithmic contours. PSB pairs are indicated with the a bolometer in black
and the b bolometer in blue (Planck Collaboration. VII 2015).

is the one used by the Planck Collaboration. In Fig.3.9 are shown B-spline hybrid® scanning beams
reconstructed from Mars, Saturn, and Jupiter. Their shape depends on the optic of the instrument but
also on the time-response of bolometers and the scanning strategy since the focal plane sees the sky with
a fixed scanning direction. This direction is indeed recognisable from the beams “tails" in the figure.

The map-making process (sec.3.3.3) implies that each pixel in a map is the sum of different samples
in the timelines, and each of this sample has a different location within the pixel and a different scan
direction. This is why, effective beams are also calculated taking into account the specific scanning
strategy in order to include any smearing and orientation effects on the beams themselves.

3.3.3 Calibration and map-making

The representation of the data in full-sky maps requires a choice for the pixelisation for the celestial
sphere and of a coordinate system. The Hierarchical Equal Area isoLatitude Pixelisation (HEALPix)
framework (Gorski et al. 2005) has been chosen. Each pixel has the same area (quadrangles of different
forms) and its center lies on sets of rings at constant latitude. This is the most common pixelisation
scheme in CMB since it is well suited for the fast Fourier transform analysis used for the decomposition
of the map into spherical harmonics. The resolution of the map is defined by the parameter Ngjqe, the
number of divisions of the side on 12 base pixels. The total number of pixels is then n,ix = 12 X stl de
and the resolution is ~ \/M = V7/(V3Nsige).

Maps are then represented in the Mollweide projection and the privileged coordinate system is the

given degree can be expressed as a linear combination of the B-splines (basis-spline) of that degree.
®Hybrid scanning beams include sidelobes.
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Galactic one where the Milky way lies in the center.

In this section, after the presentation of the map-making problem (Tristram et al. (2011) and refer-
ences therein), we briefly describe the procedure used by the Planck Collaboration for the production of
the various maps.

The TOIs (with the flags) issued from the cleaning process are measurements in Watt units and need
to be calibrated into astrophysical units. Maps and their calibration are obtained iteratively.

The map-making problem

Given the pointing (a given direction in the sky) and the instrumental beam, HFI bolometers measure the
brightness of the sky. The time ordered data at time ¢ of Eq.3.1, d; can thus be modelled as:

dl‘ = AZ‘[J . T[J + l’l, (32)
where:

e A;, are the elements of the pointing matrix that relates each time sample 7 to the corresponding
pixel p.

e T, is the signal from the sky
e 7; is the noise

In general, we can include the effect of the beam in the signal, solving for beam-convolved maps. The
pointing matrix A contains only three (we have to reconstruct I,Q and U) non null value in each row, as
each sample is sensitive to only one pixel. Its size is thus Ny X 3N,,. Here we consider noise as Gaussian
and stationary. All its statistical information is thus included in its covariance matrix N = (nn’').

The most general solution of the mapmaking problem is obtained by minimising the likelihood of
the data given a noise model which is the generalised least squares (GLS) equation (Tristram et al. 2011).
The estimate for the signal T and its covariance N reads

T = (ATN‘IA)_I .ATN"'d, 3.3)
N =ATN"'A (3.4)

Planck angular resolution allows the reconstruction of maps with Ngg4.=2048 including more than 50
millions of pixels making the calculation of the covariance matrix computationally prohibitive. Nev-
ertheless, if one approximates the noise as white, the matrix for N is diagonal. This means that the
estimation of the signal T reduces to the mean of the measurements for every pixel, weighted by the
noise. This is called co-addition.

The first step of the Planck analysis is the construction of HEALPix rings (HPR). As explained in
sec.3.1.2, a ring is the time-ordered collection of circular scans obtained with a stable position for the
spin axis. An HPR is the collection of pixels visited during the ring. It is a partial map of the sky, already
at the good resolution, where the signal is obtained at each pixel by co-addition. It also allows to improve
the pointing (Planck Collaboration. VIII 2015).

The determination of HFI noise properties points out that beside the white noise contribution, a low
frequency 1/f component is still present in the data. This means that, after TOI processing, there are
still systematics left (Fig.3.10(a)), resulting in a wrong reconstruction of the mean level of the signal
in a pixel when combining measurements spread in time leading to “stripes”. This is treated directly
at map-making stage via a procedure called destriping (Tristram et al. 2011), where these mean level
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derivatives are estimated at ring level and subtracted before projection. In this approach, the noise in a
ring r is represented by an offset o, (Fig.3.10(b)) and a white noise part n’.

Orbital-dipole calibration

The bolometer signal is proportional to the small variations in the incoming power from the sky. To obtain
the measurement in sky temperature units, we need to determine a gain for each detector (see sec.3.2)
using a known source in the sky. At high frequencies (545 and 857 GHz), calibration is performed on
planets. For the lower HFI frequencies, the central CMB channels which are the mostly used in this
thesis, the primary calibrator is the orbital dipole (Planck Collaboration. VIII 2015).

The relative motion of the satellite with respect to the last scattering surface causes a Doppler effect

Tcup

vl =B, - )

where # is the unit vector along the line of sight, B, = v;/c, with v, the satellite velocity, and y; =

TDoppler = (3.5)

1/ /1 — B2. The dominant component of v, is the solar system motion with respect to the last scattering
surface, the solar dipole. It can be considered stationary during Planck observations and it contributes as
an ¢ = 1 component. A residual contribution comes from the yearly motion of the satellite with respect
to the solar system barycentre, the orbital dipole. Its brightness is an order of magnitude lower than the
solar one but its time variability is determined by the satellite velocity. Calibration using orbital dipole,
peculiar of the 2015 release, has allowed for an independent measurement of the solar dipole (3364.5 +
0.8 1K), and a recalibration of the HFI spectra lading to a better agreement with WMAP and a precision
of £0.1% (Planck Collaboration. XIII. 2015).

3.4 Planck-HFI maps

The whole process of map-making for HFI (HEALPix ring making, destriping and calibration, and pro-
jection) is carried out at LAL and is summarise in the right part of Fig.3.2(a). Revising eq.3.2, we obtain
for a given bolometer (Planck Collaboration. VIII 2015):

d=g (Atp ) Tp + solar + torb) + 1y 0r+ 1y (3.6)

where I';, is the ring-pointing matrix (a data sample ¢ is associated with the ring r) and ¢, and #,,, are
the contributions from the solar and orbital dipole respectively. The non stationary contribution from
the thermal emission of the Solar system, namely the Zodiacal light, is also subtracted prior to the final
projection on a map.

The main product of the mapmaking pipeline are six intensity maps that cover the six frequencies
(100-857 GHz) for the full mission (Fig.3.11). Maps resolution is Ngg.=2048 and the pixel size is 1°7.

In Figure 3.12 are presented the polarization maps at the four first frequencies (100, 143, 217, and
353 GHz), degraded to lower resolution (Ngq.=256) in order to enhance the signal-to-noise ratio. In
both intensity and polarization, the emission from the Galactic dust (sec.3.5) increase with frequency. In
intensity, CMB anisotropies are visible at high latitude in the low-frequency channels (between 100 and
217 GHz).

For each frequency, temperature and polarisation maps are also produced using detector sets (DS), or
pairing Survey 1-2 and 3-4 to obtain Year 1 and Year 2 maps. Half Mission (HM) maps are also produced

7 Also, for breaking the degeneracy between the signal and the offsets the mean level for these latter is arbitrary fixed to zero.
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Figure 3.10: (a) The effect of low frequency noise on a map are peculiar strips parallel to the scan
direction. We can also recognise the Galactic plane and the solar dipole. (b) Illustration of
1/f noise. The offset are considered constant for each ring. and are fitted and subtracted at
mapmaking level (Filliard 2012).

adding Survey 5 and splitting in two halves. These latter are the maps from which the official values of
the cosmological parameters are obtained (Planck Collaboration. XIII. 2015).

For checking the noise and the consistency of the data many more maps are produced. For example
maps from different halves of each ring period since half ring half differences give a good estimation of
the noise level in a map. These kind of null test, called jacknives, can be constructed also for HM and
DS maps.

Noise spectra (Fig.3.13) show significant deviation from white noise, resulting in a correlation be-
tween pixel.

e The half-ring difference is sensitive to high-frequency noise since most low-frequency modes are
common to both data sets and thus vanish. At high resolution, pixels are correlated by time re-
sponse deconvolution and filtering (sec.3.3.1). At large scales is the low frequency noise residual
due to the destriping that dominates.

e The half-mission differences, allows to check for long-time-scale variations and for apparent gain
variation with time due to ADC nonlinearities.

o Detector-set map differences shows systematic effects that are bolometer-dependent. Also, there
is a tilt in the spectrum of the detector-set difference maps relative to the half-ring or half-mission
split. This is due to a different time response function for the two halves in the case of detector set.
At 353 GHz, signal residuals are larger due to relative calibration uncertainties between detectors.
Despite these comments, DS maps are used in this thesis since their systematic effects are not
dramatic and they provide a strong consistency check for the robustness of cosmological parameter
estimation.

3.5 Planck foregrounds

Revealing the cosmological information concealed in the CMB signal comes together with the study of
the foregrounds emission from the cosmic structures at all scales located between the CMB and us.
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Figure 3.11: Planck HFI full mission intensity maps at 100, 143, 217, 353, 545 and 857 GHz (Planck
Collaboration. VIII 2015).

In appendix A.1 we briefly describe some of the astrophysical products of the Planck Collaboration,
as the catalogue of Compact Source that is relevant for us since we need to construct a mask to avoid this
contamination for cosmological parameter estimation.

Also, the wide frequency coverage of the Planck mission is fundamental to characterise and separate
diffuse foregrounds. Eight types have been identified: dust thermal emission; dust anomalous emission
(from rotating small grains); three CO rotational lines; free-free emission; synchrotron emission; the
Cosmic Microwave Background (CIB); Sunyaev-Zeldovich secondary CMB distortions; and the back-
ground of unresolved radio sources.

The characterisation of these foregrounds is fundamental for a proper estimation of the cosmological
parameters. In this section, to revise the various component, we show some results extracted from Planck
maps, using different techniques, and in some cases with the help of external ancillary maps tracing
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Figure 3.12: Planck-HFI full mission Q (leff) and U (right) polarization maps. from top to bottom: 100
GHz, 143 GHz, 217 GHz, and 353 GHz

specific astrophysical components or prior knowledge of the spectral energy distribution of the power
spectrum.
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Figure 3.13: TT and EE power spectra reconstructed from the half-difference between data subset maps
(Planck Collaboration. VIII 2015).

Foregrounds maps can be obtained using CMB component separation techniques. In this thesis,
component separated maps are not directly used since a more detailed {-by-{ removal of foregrounds
and a proper account of different frequencies contribution is needed to obtain the best cosmological
parameters. A brief description of component separation methods is postponed to appendix A.2.

However, it is interesting to have an overview of all the foregrounds seen by Planck satellite, both
to justify the choices of the frequencies bands and to have a first description of the foreground models
relevant for the HiLLiPOP likelihood, discussed in more details in chapter 5.

Fig.3.14, 3.15(a) and 3.15(b) are obtained using the Commander algorithm (sec. 6.1.1).This compo-
nent separation algorithm employs detector and detector set maps and adds 9-year WMAP temperature
sky maps (Bennett et al. 2013) and 408 MHz survey map (Haslam et al. 1981, 1982).

Main temperature foregrounds

In the foreground emission a Galactic and an extragalactic component can be identified.
In temperature, one can distinguish the following Galactic contaminations:

e Above 100 GHz the dominant radiation mechanism is thermal emission from the interstellar dust
grains mostly made of graphites, silicates, and PAHs (Polycyclic Aromatic Hydrocarbons) in the
Galaxy (e.g.Ichiki (2014)). Thermal dust emission is thus the most important foreground that we
have to treat in our likelihood analysis.

Its spectrum is well described by a modified black-body of the form I(v) ~ ¢B, where B,(T)
is the Planck spectrum. Along the Galactic plane, a temperature gradient can be seen from the
outer Galactic regions to the Galactic center from 77 = 14 — 15 K to 7 = 19 K probably due
to more active star formation in the inner regions of the Galaxy (Planck Collaboration 2011).
Clearly, considering only a gray-body with a single component of grains is a rude approximation
and a more complete description has to deal with different sizes and compositions for the grains.
To proper model Galactic dust also the subtraction of extragalactic sources, appearing as Cosmic
Infrared Background (CIB) is needed® (sec.5.6.1).

8The model used by the Commander does not separate the Galactic thermal dust emission from CIB fluctuations. These
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Figure 3.14: Maximum posterior intensity maps obtained using the Commander algorithm. From left to
right, up to down: CMB, syncrothron, free-free, spinning dust, 94/100 GHz (a general line
emission map which capture a combination of emission line detected with HFI 100 GHz
and WMAP W bands ( 94 GHz)), and CO lines J =1 -0,/ =2 - 0andJ =3 — 2
respectively (Planck Collaboration. X. 2015).

o Atlower frequencies there is the diffuse synchrotron emission, generated by relativistic cosmic-ray
electrons spiraling in the galactic magnetic field. Its intensity follows a power law I ~ v® with
a ~ —3. Although the lowest Planck frequency is dominated by synchrotron emission, the map in
Fig.3.14 is also completely determined by the 408 MHz survey.

o The free-free is the bremsstrahlung radiation from electron-ion collision. The spectral emission is
again a power law but the spectral index is weaker (@ ~ —2). For Commander the free parameter
in the model is the emission measure (EM) namely the integrated squared electron density along
the line of sight, measured in cm~%pc.

e There is also an anomalous foreground emission at 20-60 GHz for which the currently most plausi-

ble candidate is tiny PAH particles spinning with dipole moments, i.e., spinning dust (e.g.Lazarian
& Finkbeiner (2003); Ichiki (2014)).
Using Commander, neither WMAP nor Planck data have the statistical power to disentangle spin-
ning dust from synchrotron but the joint global analysis give the results in Fig.3.14. There is
however a disagreement with WMAP results on the relative amplitude of synchrotron and spin-
ning dust, sign of the complexity of the astrophysical foregrounds at low frequencies (Planck
Collaboration. X. 2015).

therefore constitute a significant contaminant in this thermal dust model on small angular scales.
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Figure 3.15: (a) Brightness temperature rms as a function of frequency and astrophysical component for

temperature. Each component is smoothed to an angular resolution of 1° FWHM, and the
lower and upper edges of each line are defined by masks covering 81 and 93% of the sky,
respectively. (b) The same is shown here for polarization, the corresponding smoothing
scale is 40’, and the sky fractions are 73 and 93%. (Planck Collaboration. X. 2015)

e Between the foreground emissions of the Galaxy at microwave frequencies, also the rotational

transitions of carbon monoxide (CO) have to be considered. In fact, the frequencies of the lowest
three rotational transitions of CO, namely J = 1 — 0 at 115 GHz, J = 2 — 0 at 230 GHz, and
J = 3 — 2 at 345 GHz are respectively in the 100 GHz, 217 GHz, and 353 GHz transmission
bands of HFI. In Fig.3.14 a general line emission map which capture a combination of emission
line detected with HFI 100 GHz and WMAP W bands ( 94 GHz) is also shown together with CO
lines maps for the three transitions respectively.

Residual extragalactic foregrounds are composed of emissions from SZ clusters, radio sources, and

dusty galaxies. They contain Poisson terms and, for SZ and the CIB, correlated terms as well.
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o The Sunyaev Zel’dovitch effect (SZ) is the distortion of the CMB spectrum dues to inverse Comp-

ton interaction with electrons in clusters (sec.1.3.6). The Planck Collaboration has released a
catalogue of clusters detected via the SZ effect (appendix A.1). Via adapted component separation
techniques, is possible to extract the angular power spectrum of the unresolved thermal SZ (tSZ).
This techniques has some advantages over cluster counts since no explicit measurement of cluster
masses is required. However, the tSZ angular power spectrum include potential contamination
from point sources and other foregrounds (Planck Collaboration. XXI. 2014).

The relic emission from galaxies formed throughout cosmic history appears as a diffuse, cosmo-
logical background. The CIB is the far-infrared part of this emission and it contains about half
of its total energy. Produced by the stellar-heated dust within galaxies, the CIB carries a precious
information about the process of star formation (Lagache et al. 2005). First seen with the COBE
satellite (Puget et al. 1996), it is now well measured by the Planck satellite (Planck Collaboration.
XXX. 2013).

The unresolved part of point sources contains both synchrotron emission from radio galaxies and
a component from dust emission in galaxies. The spatial correlation of this sources can be consid-
ered negligible and, therefore, their power spectrum is simply Poissonian.
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Main polarisation foregrounds

For polarisation, at the level of sensitivity of current experiments, only two diffuse components, beside
CMB, have been clearly detected:

e Synchrotron photons are emitted by cosmic ray electrons accelerated by the magnetic fields, and
therefore are polarized perpendicular to the field lines. and the mean polarization degree is ~ 14%
at high Galactic latitudes. It is however negligible in polarization at high frequencies, so it will
be not included in our analysis. Interesting, while synchrotron is polarised, the thermal free-free
emission is intrinsically unpolarised because the scattering directions of electrons are isotropic and
random (Dulk 1985).

o The only polarised foreground relevant for our analysis is the thermal emission rising from aligned
interstellar dust. It is really important to have a deep understanding of this foreground since it
limits our capabilities of measuring large scale E and B modes and all the interesting physics that
goes with it (sec.1.4). Even if one suppose to know the composition of grains, their polarization
depends on the grain shape and grain alignment. The latter is quite complex to characterise since
one may expect variations of alignment depending on grain environment, which can introduce
substantial variations of the polarization with frequency.

Fig.3.15(b) summarises these polarised contributions in term of brightness temperature rms. This is
the first version of such a plot that is based on observations alone.

Conclusions

In this chapter we have described the Planck satellite, an ESA project with two main instruments in the
focal plane, LFI and HFI. Based on the bolometric technology, the data from this latter are the central
theme of this thesis. Its three lowest frequency channels are indeed dominated by the CMB signal we
want to study. We have briefly presented the HFI data treatment pipeline unto the map-making process to
produce temperature and polarisation full-sky maps that are used in chapter 5. The last part of the chapter
has been dedicated to the description of the unavoidable foreground emission present in the Planck wide
frequency coverage. This will also be useful in chapter 5 when dealing with the masks and the residual
foreground contamination.
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Chapter 4

Estimation of cosmological parameters

In chapter 5 we will describe how to build a model for the Planck experiment in the form of a likelihood

Lpianck(0 = (L, ¥)) = Lpianci(datalCe(£2), ¥)) “4.1)

where the model depends on the cosmological parameters £ through the C; and we have included in ¢
all the nuisance parameters.

In this chapter we anticipate the description of the statistical methods used to extract from £(6) the
“best” estimations of the parameters € and their credible or confidence intervals.
We present two different methods:

o The Bayesian Monte Carlo Markov Chain (MCMC), main-stream method in cosmology, is pre-
sented in sec.4.2. MCMC is not intrinsically a Bayesian method but allows to avoid lengthy (or
impossible) calculation of high dimensional integrals; its application to cosmological parameter
estimation for the CMB, proposed in Christensen et al. (2001), has known a growing success in
the last decades.

e The second method (sec.4.3) adopts the frequentist Profile Likelihood approach, widely used in
particle physics, and recently exploited for the 2013 Planck release (Planck Collaboration A54
2014).

The comparison of the two methods is particularly interesting for the determination of the sum of
neutrino mass, where the presence of a physical boundary (the sum of the masses being greater then
zero) can be a subtle issue to deal with. It is also interesting in the case of highly correlated variables
as (1, A;) in the high-¢ region, treated differently in the two cases. While in this chapter we detail these
methods, we postpone a discussion on the results obtained with Planck data to chapter 8.

4.1 The frequency and the subjectivity

The founding concepts of frequentist and Bayesian statistics are deeply different. More naturally applied
in the context of particle physics analysis, the frequentist approach is not popular in cosmology. The
contrary is also true, even if Bayesian analysis exist in particle physics (e.g. Casadei & Kroninger
(2015)). Alongside the adepts of one or the other, there is a part of the scientific community that uses both
methods, choosing the most suited one to answer some questions of interest. In this thesis, joining this
agnostic community, we use the two methods for the extraction of cosmological parameters. However,
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the profound conceptual interpretation remains incompatible between the two methods. This section
outlines these differences'.

In frequency theory, the probability of an event A is defined as the limit of the number of times we
observe the event

.. n
PA) = A}l_r)rgo N 4.2)

The frequency of occurrence of a random event, despite the irregular behaviour of a single event, con-
verges to a constant value when the number of experiments (performed in stable conditions) tends to
infinity. In a finite sample, the frequency is subject to fluctuations but these are assumed to decrease
when the sample size increases and eventually tend to the true value.

A typical example is the measurement of the lifetime of unstable atoms, the true unknown value being
7. We measure a sequence of results {¢;,#, - - - ty}. Although unknown, 7 is fixed and we can not make
probability statement on it. The #; are, on the contrary, random variable distributed with a likelihood

1~ f(tr) (4.3)
The values of 7 that produce an unlikely value of the data have to be rejected.

In Bayesian statistics, the fact that 7 is unknown means that it is subject to probabilistic statements.
On the contrary, data, once measured, are no longer random variables, but are fixed. The likelihood f(z|7)
is a subjective distribution that express the experimenter’s believe on 7, prior to the data. Thus, while in
frequency theory probabilities are absolute as they expresses a status of nature, in Bayesian theory they
are just assigned and reflect our belief in the proposition. It is a measure of plausibility expressed as a
real number between 0 and 1. Before doing the experiment, we have a prior knowledge on 7, P(t). Then
we measure 7, and we can use Bayes theorem” to invert the expression

0P
[ ftloPydr

Our knowledge has increased and we can use the posterior probability P(7|t) as the prior for the next
measurements, showing how our subjective degree of belief evolves with time and knowledge.

P(tlty) = (4.4)

The prior P(7) represent what we know about the parameter which may result from other experiments
or just our opinion on its value. It is a very natural way of encoding our previous knowledge but what if
two different scientists have different opinions? The defence to this point is that there are indeed priors
that are shared by the community (for example we built experiments to search for value of r strictly
smaller then one (sec.1.2.2)). Logical consistency difficulties may arise also if we would like to keep
the priors un-informative (imagine we know nothing and we have no a-prior opinion). Different choices
for the parametrisation of the same data can lead to different results because the constant probability
has been associated to different parameters. There are however several methods that try to define them
consistently (Jefferys 1983).

4.2 Bayesian inference via Markov Chain Monte Carlo methods

We can rewrite the Bayesian posterior for our likelihood in Eq.4.1, using Eq.4.4

LPlanck(Cl ’ (ﬁ)P (0)
f Lpianck(C1, Y)P(6)d6

P(6|Planck) = 4.5)

'The discussion about the Bayesian vs. frequentist approaches is addressed in many books and articles. This section is
inspired by the public available notes on statistic of T. del Prete: https://delprete.web.cern.ch/delprete/statistics.html
*P(AIB)P(B) = P(BIA)P(A)
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4.2 Bayesian inference via Markov Chain Monte Carlo methods

Given the data, the degree of belief in the assumed model is given by this posterior probability. P(8)
represents the priors.

As has been described in chapter 5, the likelihood of Eq.4.1 (and thus P(6) and P(6|Planck)) depends
on a sizeable number of parameters. These includes the six ACDM parameters (plus the parameters for
some extended models, in our case >, m, or Neg but also Ajens or the DE sector or {, r, etc.), plus all the
astrophysical parameters and the calibrations. The dimension of the problem is thus already greater than
20. We may also want to add all the parameters needed to describe the very-high-¢ data of SPT and ACT
(describe in chapter 6), growing faster to about 40 parameters.

For computing the mean or a credible interval for each parameter we have to integrate the posterior
distribution which is a computationally challenging high-dimensionality integration. Also the calculation
of the normalising constant at the denominator of Eq.4.5 poses the same problem, even though it can be
forgotten in the inference problem being only important for model selection.

The complexity of the problem at hands makes impossible an analytic solution and we have to rely on
numerical techniques. A classical non-probabilistic method is to use a regular grid to perform numerical
integration. Unfortunately, the problem grows extremely fast with the dimension in this case.

Monte Carlo methods propose to use stochastic samples instead of the grid. The development of
these techniques is thus intrinsically linked to random number generators. Beside Fermi’s studies on
neutron diffusion in the 1930s, the modern Monte Carlo technique have been invented by Ulam during
the wartime period at Los Alamos, and successfully applied by von Neumann and others (Ulam et al.
1947). The fundamental role of this technique in physics, decisively boosted by the beginning of the era
of digital computers, is now an evidence. In the next section we briefly revise the Monte Carlo principles
and describe some famous techniques. These standard algorithms are limited when dealing with high
dimensionality (say greater than ~10). The principle of using ergodic Markov Chains for Monte Carlo
integration is described in sec.4.2.3. In MCMC methods the time needed to sample a distribution grows
approximately /inearly with dimension, allowing to find in reasonable time a solution to our problem.

Note that Monte Carlo and MCMC are not intrinsically Bayesian. They provide only approximate
integrals and sample from distributions. We present them in this section because they are fundamental to
the Bayesian formulation. Interestingly, the story went the other way: the capabilities of these techniques
to compute high-dimensional integrals boosted the popularity of Bayesian statistics.

4.2.1 Monte Carlo integration

Imagine we have a probability density function n(x) (e.g. the posterior distribution of Eq.4.5) and we
would like to calculate the expectation value

ﬂﬂm=fVMﬂmu 4.6)

We can approximate it numerically using a grid of equally spaced points and reconstruct the entire
integral. This is inefficient and computationally costly. The Monte Carlo principle suggests to evaluate
E[f(x)] by drawing identical and independent distributed (i.i.d) samples x;,¢ = 1, ..., N from n(x), and
use

1 N
ELf(] = 5 ) f(x) 4.7)
=1

Using the i.i.d samples from 7(x) is more efficient since there will be more points in the high probability
regions of 7(x), that weights more in the calculation of the integral. Moreover, the Law of large numbers
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tells us that, by increasing N, the approximation can be as accurate as desired. The standard deviation
of the approximated integral is proportional to 1/ VN. This dependence is characteristic of the sampling
nature of the method and is the same independently of the dimensionality of the problem. But we must
be able to draw i.i.d samples from 7(x).

In some simple cases the problem of sampling from 7(x) can be bypassed by a transformation of
variable that guides us to an easier-to-sample distribution. In other cases, if the cumulative distribution
is known, is sufficient to draw sample from an uniform distribution U in [0, 1] since F LUy ~ 7.

More interesting are the techniques to deal with more complex m(x)

Rejection Sampling

If we are able to find a simple distribution g and a constant M > 0, such that
m< Mg (4.8)

where in general g is a Gaussian or a Gamma distribution, then we can sample according to g. The point
is then accepted or rejected using the following criterion developed by von Neumann

e sample x* ~ g and u ~ Uy 1

(x*)
Mq(x*)

o ifu< accept x*
3 sk
e clse reject x

This guarantees that the final accepted sample are distributed according to 7(x).
A good knowledge of ¢ and M is required; the closer Mq to m, less samples are rejected. It is however
not obvious to be able to find good ¢ and M. In this case, important sampling can be used.

Importance Sampling

This method is based on the following identity

[ semeo= [ s (%) 4(0dx = Eyy [f(x) (%)] 49)
If we are able to sample g(x), then using Eq.4.7, we can write
1 & m(x)
f FOom(e) = Zl fx) (q(x[)) (4.10)

where x; ~ g(x).

The idea behind this formula is to get samples from the interesting and important region of m(x). This
is done by sampling from a distribution that overweights the important region, hence the name impor-
tance sampling. In Eq.4.10, by making a multiplicative adjustment to f, we compensate for sampling
from ¢ instead of 7. The adjustment factor ;% is called the likelihood ratio, the distribution g is the
importance distribution and r is the nominal distribution. This method allows to avoid wasting of sam-
ples but the choice of a good importance sampling distribution requires some “educated guessing” and

sometimes numerical search’.

3For a more detailed discussion see for example the notes of Professor Art B. Owen from Stanford University
http://statweb.stanford.edu/ owen/courses
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4.2 Bayesian inference via Markov Chain Monte Carlo methods

Going to high dimensionality, these methods have limitations. Let o be the variance of n. For
rejection sampling, the fraction of accepted samples goes as o thus a lot of samples are wasted and the
algorithm is very inefficient.

For importance sampling, the variance of the likelihood ratio can go as o¢ (Bardenet 2013).

The methods that can replace standard Monte Carlo integration efficiently when dealing with high
dimensional integrals are described in the rest of this section. We use no more i.i.d. samples but ergodic
Markov chains.

4.2.2 Markov Chain Monte Carlo

Monte Carlo Markov Chain methods supply a way to sample from a high dimensional probability dis-
tribution 7(.) (where (.) means any vector) using an ergodic Markov chain X with desired stationary
distribution. The main idea is thus to substitute the Monte Carlo principle of Eq.4.7 with

I
Exlfl = fi =5 > f(X) @.11)
t=1

where now X; is the #-th element of the Markov chain and the sum is an ergodic average.

Next section is dedicated to the clarification of some basic concepts regarding Markov chains. In
sec. 4.2.4 the classical Metropolis-Hasting algorithm is presented with an analysis on how to tune it for
proper and efficient convergence. This motivates the choice for an easier-to-tune version of the algorithm,
the adaptive MCMC, detailed in sec. 4.2.6. This latter is used for CMB parameter estimation in the rest
of this thesis.

4.2.3 Markov chains: basic concepts

We follow here the discussion of Gilks et al. (1996) and Walsh (2004).

A Markov chain is a random process {Xp, X1, ...} with the following property: the system at X; depend
only on X;_;. In other words, the only information about the past needed to predict the future (X;), is the
current state (X;—;). This can be written as

P(X; € X|Xo0, X1, ..., Xi-1) = P(X; € X|Xi-1), (4.12)

where X is the set of values that compose the chain. In a compact notation one can define P;;(r) = P(X; =
JIXo = i) as the transition probability or kernel to go from a point i in parameter space to a point j.

Under several conditions the distribution of X converge to a stationary distribution. For this to
happen, the chain needs to be irreducible, aperiodic and positive recurrent.

e Xis called irreducible it Y i, j3dt> 0 s.t. P;j(t) > 0.
In some number of iterations, one can always go from a state to another.

e An irreducible chain X is called aperiodic if the number of steps required to move between two
states is not a multiple of some integer. The chain is thus not oscillating between different sets of
states in a periodic way.

e Anirreducible chain X is called recurrent if P[t; < oo] = 1, where 7;; = min{t > 0 : X; = i|Xy = i},
i.e. the minimum number of steps to come back on a point in parameter space.
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e An irreducible recurrent chain X is called positive recurrent if E[7;;] < oo, or equivalently

Vit = 03x() st Y m@)Py(0) = n(j), (4.13)

1

where m(.) is the stationary distribution. This means that if the initial value X, is sampled from
n(.), also the subsequent iterates will be distributed according to it.

A sufficient condition for a unique stationary distribution is that
ﬂ(i)P,'j = ﬂ(j)Pj,' (414)

in this case the chain is said to be reversible. This condition implies Eq.4.13. One can consider that this
condition holds for the chains produced via MCMC algorithms.

If X is positive recurrent and aperiodic then its stationary distribution is the unique one satisfying
4.13. Then one says that X is ergodic and:

o Pij(t) > n(j)ast — oo Vi, j
o If Ex[|f(X)]] < oo, then Pfy — Ex[f(X)] =1

This latter condition is the crucial point validating MCMC methods in the sense of Eq.4.11. Nevertheless,
we have no clue on how long to run a Markov chain before its iterations are distributed according to m(.)
and we have no estimate of the error on fy. One can thus require a particular kind of ergodicity.

A chain X is geometrically ergodic, if there exist 0 < 4 < 1 and a function V(.) > 1 such that

D 1Py = 7(i)l < V@ (4.15)
J

for all i. The smallest A (1*) for which there exist a function V(.) satisfying this condition is called rate
of convergence. The geometric convergence allows the existence of the central limit theorem for ergodic
averages

N'2(fy = ExLfD) = N(©,0?) (4.16)

for some positive constant o, as N — oo. It can also be demonstrated that o < % Clearly to asses the
validity of the MCMC method one need to be able to estimate o->. The precise mathematical framework
to describe convergence criteria is out of the scope of this thesis. We will however treat how, in practice,

a diagnostic of convergence can be performed (sec.4.2.8).

4.2.4 Metropolis-Hastings algorithm

The use of Markov chains for Monte Carlo methods date back to the Monte Carlo origins at the Los
Alamos Scientific Laboratory (Metropolis & Ulam 1949; Metropolis et al. 1953). The algorithm pro-
posed by Metropolis and others was generalised by Hastings in 1970 (Hastings 1970). Both require the
use of an auxiliary function ¢(X|Y), such that g(.|Y) is the probability density for each Y. As for stan-
dard MC methods, one wants to explore a support spending more time in place where n(.) is high. The
transition probability density from the point X to Y thus read

Pxy = q(X|Y)a(X, Y) where @ = min [1 M}

; 4.17
m(X)q(Y1X) @1

Since we want to deal with d-dimensional problems, each point X in the chain is a vector of d compo-

nents.
The Metropolis-Hastings (MH) algorithm is the following
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4 T T T T T T T T T T T T

r accepted move 1

- refused move i

2 — —

0 — —

2 |
-4

-4 4

Figure 4.1: A visual representation of Metropolis-Hastings algorithm. The target distribution n(.) is
a 2D Gaussian. The stating point is in red. The chain explores the space spending more
time where 71(.) is high. Rejected moves are showed in violet, accepted moves in light blue.
Already from this first few point we can guess the shape of the target distribution.

1. Choose a starting point Xp;

2. generate a value Y from a proposal density ¢(Y|X;);
3. evaluate the test ratio o (Eq.4.17);

4. generate a value u uniformly distributed in [0, 1];
5. ifu<a(X,Y)set X,y = Yelseset X1 = X5

6. increment t.

There is indeed also the possibility to reject a proposed move. This is done with probability 1-a. A
visual example of the behaviour of the algorithm is presented in Fig.4.1.
The difference between the Metropolis and the Hastings version of the algorithm reside in the properties
of the proposal density g.
We have considered an arbitrary transition probability function ¢(Y|X) = P(X — Y) thatis not necessarily
symmetric in X e Y. The Metropolis algorithm is a special case of the MH, where g(Y|X) = ¢(X|Y).
Looking at Eq.4.17 we see that in this case the expression for « simplifies to

a= min[l,%]. (4.18)

For a problem similar to the one we have to deal with, the most convenient choice is a symmetric pro-
posal. We will come back on this soon. Note that the posterior appears always in a ratio. This means that

one is not force to calculate the normalisation factor of 7(.), i.e. the integral at denominator in Eq.4.5.
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Single-component Metropolis-Hastings

At every step in the iteration, MH algorithm updates simultaneously the the n-dimensional element of
the chain X. There are however methods where, for every step of the chain, the components of the vector
X {X1,...., X} are considered separately. Here A means whatever iteration.

Following again the notation of Gilks et al. (1996) one can define
Xt.—i = {Xt.17 sees Xt.i—17 Xt.i+17 sy Xt.n}- (4 19)

At step ¢, X;_; is a n — 1-dimensional vector that comprises all of X; except X ;.
At iteration ¢+ 1, to update X;, one uses the MH algorithm for every component of the vector. Imagine
at step i of iteration ¢+ 1, one has already updated the components 1,2, ...,i—1. To update X; ;, a candidate
from distribution ¢;(Y ;|X;;, X; ;) is proposed. This is indeed a candidate only for the i-th component of
X;. It may depend on the current values of any of the other component. This candidate is accepted with
probability
(Yl X -)qi(XilY.i, X i)
(XX _)qi(YilXi, X))’

where (X ;| X _;) is the full conditional distribution for X ; under n(.). If the candidate is accepted X;41,; =
Y, otherwise X;.1; = X;;.

(X _;,X;,Y;)=min (4.20)

A special case of this single-component version of MH is the Gibbs sampling (Geman & Geman
1984). In this case the proposal distribution for the update of the i-th component reads

qi(YilXi, X —i) = n(YilX -). 4.21)

From Eq.4.20 it is easy to see that « is always one, in other word the point is always accepted.

This is probably one of the most used MCMC sampler, since it is powerful and easy to implement.
In Planck data analysis it pops up frequently. It is used for component separation inside the Commander
algorithm (see sec.A.2) but also to provide a nuisance-free version of the likelihood to the community
(Planck Collaboration A13 2015).

Note that this version of the algorithm updates components always in the same order. This is not
necessary and one can imagine more complicated techniques where the i-th component is selected with
fixed probability, or where we spend more time updating the more correlated ones. All these techniques
can speed up the convergence but inevitably complicate the mathematical justification of the method.

A bunch of other MCMC techniques are discussed later in this chapter but the discussion is by no
means exhaustive. For a detailed discussion see again Gilks et al. (1996) or Berg (2004) and Hobson
et al. (2010).

Marginalisation

The posterior distribution of Eq.4.5 is a joint distribution of the cosmological parameters and the nuisance
parameters, but one may want to reconstruct the posterior distribution of a single parameter of interest.

Imagine we have a 2D distribution depending on two parameters, @ and 8. The marginalised distri-
bution of S reads

pBID) = f p(a.fiD)da. 4.22)

This can be easily generalised to a multidimensional problem, requiring the integration of the posterior
distribution over all the parameters that one would like to exclude.
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Figure 4.2: (a) Posterior distribution of bivariate Normal distribution sampled via MCMC algorithm.
(b) The marginalised posterior distribution of one of the two is automatically obtained as the
histogram of the element of the chain corresponding to it.

Indeed, one of the great advantage of using MCMC techniques is the simplification of this marginal-
isation problem. Going back to our 2D example, using whatever MCMC algorithm one generates a
chain (e, 8;) from the joint distribution p(a,S|D). This automatically provides (5;) from the marginal-
ized PDF. There is no need to compute the integral. The distribution of the parameter 8 of the chain
follows the distribution of Eq.4.22. Clearly this is true also for a: the values a; are distributed according
to p(a|D) = f p(a, BID)dB. A simple visual example is given in Fig.4.2(a) and 4.2(b).

4.2.5 Choice of the Proposal Distribution

A proper choice of the proposal distribution ¢(Y|X;) is fundamental for an efficient exploration of the
posterior. If we have small trial steps, the acceptance rate (the number of accepted moves on the total
tried) is too high since the difference between n(Y) and 7(X;) is in general small for close points in a
smooth distribution. In this case the chain behaves locally like a random walk and it is not spending
more time where 7(.) is high with respect to the tails. On the contrary, for too large trial steps, the chain
remains stuck at one point before accepting a step, resulting in a very low acceptance rate. The initial and
final point are almost uncorrelated but the jump occur infrequently. The exploration is slow and possibly
inaccurate.

So how do we choose the proposal? This is not a trivial issue and depends of the problem at hands.
Mostly for practical reasons, the standard choice is a multivariate Gaussian distribution centred on the
last point of the chain g(.|X;) = N(X;,X). A Gaussian distribution is a symmetric proposal in the sense of
q(Y|X) = g(X]Y). Eq.4.18 is thus valid and we are in the case of simple Metropolis algorithm.

Let’s imagine we have a simple problem for which we do not need the off-diagonal terms of the
matrix £. We are left with a collection of one-dimensional Gaussian proposals with variance 0. We
can thus reformulate the problem: how can one choose the tuning parameter o? A simple example of
how the value of o intervenes in the exploration of the posterior is shown in Fig.4.3(a) and Fig.4.3(b),
where the target distribution is a y2-distribution with 3 d.o.f.. With o~ = 1 for the proposal (Fig.4.3(a))
the number of consecutive rejections stays small and the acceptance rate is too high. With o = 10
(Fig.4.3(b)), consecutive rejections are much more common and acceptance rate is low. In practice,
building an histogram with these samples would give very poor results. A good rule of thumbs, for the
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acceptance rate when both the proposal and the target are Gaussian is (Gelman et al. 1996):
Top _ 24
O target \/3’

where d is the dimension of the problem. Then:

(4.23)

e ford = 1,2, acceptance rate should be ~ 0.5
e for d > 3, acceptance rate should be ~ 0.25

In our example of sampling a y?-distribution with 3 d.o.f., the target distribution is unidimensional but
not Gaussian. However, this standard value of 0.5 for the acceptance rate is still an indication to follow,
as we will see in sec. 4.2.8. In Fig.4.6(b) is shown the posterior distribution obtained using a tuned value
of the proposal.
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Figure 4.3: Histograms of the number of consecutive rejections obtained sampling a y>-distribution with
3 d.o.f. using, for the proposal, a Gaussian distribution with o = 1 in (a) and o = 10 in (b).
In these two cases the acceptance rate is respectively too high (0.88) and too low (0.36).

Interestingly for our problem of estimating cosmological parameter, Eq.4.23 tells us that, up to a
rescaling factor, the best choice for the tuning parameter oprop 18 the Ogarger. This means that if we
know it already, or if we have an idea of it, we are able to use the Metropolis algorithm in a fast and
efficient way. On the contrary, choosing a good proposal requires a long fine tuning especially when
there are unknown correlation among the parameters. The Adaptive algorithm (sec.4.2.6) that we have
implemented to estimate cosmological parameters in this thesis obviates this problem.

4.2.6 The Adaptive algorithm

The Metropolis algorithm works very well on all the toy Gaussian cases that we have studied. We can
easily sample any multivariate normal distribution using another multivariate normal distribution with a
simple diagonal covariance matrix. Using the rule of thumb of Eq.4.23, if we have an idea of the order
of magnitude of £; = o (i.e. the error on each parameter in our problem), we reach convergence in a
reasonable time. This remains true when we run the algorithm on toy cosmological models, namely a
multivariate normal distribution that mimics the dimensionality (the ~20 parameters discussed in chapter
5), the correlations and the order of magnitudes of the errors of the posterior distribution of a full-sky
CMB experiment like Planck or WMAP.

When we are facing the real posterior distribution of Eq.4.5 this is no more the case. The Metropolis
algorithm becomes slow if the covariance matrix of the proposal is not well estimated. We are forced to
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run long chains, then try to guess the covariance matrix from them, and use again this estimation as a new
input tp the proposal. With this reiterated procedure we time since every call of the likelihood function
implies a call to the Boltzmann code (sec.1.5.1) that can need up to a few seconds to complete. Moreover,
if the shape of the foreground posteriors is highly non Gaussian the algorithm may not properly converge
at all.

Clearly, a simple Metropolis algorithm is not what is used in general for estimating CMB cosmolog-
ical parameters (e.g. (Lewis & Bridle 2002; Lewis 2013; Das & Souradeep 2014)). There are plenty of
fancy solutions to speed up the estimation. For the work in this thesis we have implemented an adaptive
(AM) version of the base algorithm (Haario et al. 2001) as proposed to us by the AppStat group at LAL.
In this case the tuning of the design parameter of the algorithm (i.e. the entries of the X, of the pro-
posal) is automatic and on the fly. It makes use of all the previous steps of the chain. The implementation
is easy since we may apply a recursion formula and, more importantly, the rapid start of the adaptation
diminishes the number of function evaluations needed.

Keeping memory of all its history, the process is no more Markovian. So, does the adaptive algorithm
have the correct ergodicity properties? It is indeed mathematically difficult to deal with non basic MCMC
methods, and a lot of the algorithm used by the scientific community are not assured to have the right
properties for convergence. Nevertheless, for the AM algorithm, the asymptotic dependence between
the elements of the chain is weak enough to apply the theorems of large numbers (Andrieu & Moulines
2006).

The Adaptive Metropolis algorithm is the following:

1. Choose a starting point Xj, a starting covariance matrix Xy and a tuning parameter c;

2. generate a value Y from a proposal density N(X;-1, cX);

1 LY)]-

3. evaluate the test ratio @ = min[1, 54

4. generate a value u uniformly distributed in [0, 1];
5. ifu<alX,Y)set X,y = Yelseset Xy = Xy

6. update running mean and covariance:
1 1 T
e = Hy—1 + ;(Xt — 1)y X=X+ ;((Xt = H)Xe — )" — Ze-1) (4.24)

7. Increment ¢.

In practice, we have implemented some changes to the algorithm to use it properly in our case. These
are discussed in sec.4.2.9.

4.2.7 Others sampling techniques

The diffusion of Bayesian techniques in many fields of research has motivated the widespread of differ-
ent MCMC techniques. Each algorithm is in general tailored to particular problems and comparisons
between algorithms exist in literature (e.g. (Allison & Dunkley 2014)) and point in general to more effi-
cient techniques than the Metropolis or the Gibbs algorithms. To obtain the official Planck results, and
often for cosmological parameter estimation in general, the CosmoMC code, based on the MH algorithm,
is used (Lewis & Bridle 2002; Lewis 2013). CosmoMC is briefly described in sec.4.2.10 and compared
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to the Adaptive Metropolis we have developed in this thesis.

Clearly, other interesting algorithms exist. The Nested sampling (Skilling 2004, 2006), for example, af-
ter a first rapid exploration of the entire volume, oversamples the more likely regions. The samples are
then reweighed appropriately. Starting with Bassett & Kunz (2004), this technique has known a growing
success and is particularly suited for the Bayesian evidence estimation. When dealing with multi-modal
and curving distributions, more refined techniques need to be developed. Luckily, the current knowledge
of CMB data is strong enough to know that we deal in general with uni-modal and smooth distributions.
We have however implemented the Affine-invariant ensemble sampler (Goodman & Weare 2010). This
multi-particles method is also quite popular (e.g. (Akeret et al. 2012; Foreman-Mackey et al. 2013)) and
its main property is the invariance under linear transformation of the parameters space. As presented
later on, a curved distribution as the one in Fig.4.4(b), is as easily treated as a isotropic Gaussian. Even
if we do not use it for cosmological parameter estimation, this method is interesting in the presence of
computer clusters allowing for massive parallelisation (Allison & Dunkley 2014).

Ensemble samplers with affine invariance

The affine-invariant sampler presented in this section (in literature sometime called stretch move) is
realised simultaneously evolving an ensemble of k walkers S = {X;} (Goodman & Weare 2010). Con-
sidering parallel chains is the basic idea of the multi-particle methods.

Let 7(.) be the target distribution. Any walker is a d-dimensional chain, with d the dimension of the
posterior to sample.

The proposal for one walker is based on the current position of the others. Indeed, the proposed move
Y of the walker i drawing randomly a walker j from the set S_; = {X1, .., Xi—1, Xi+1, .-, Xk}

Xi(H)—> Y= Xj + Z[X;(t) — Xj], 4.25)

where Z is a random variable drawn from a distribution g(z).
If g(z™") = zg(z) the proposal of Eq.4.25 is symmetric and the ergodic theorem is valid. The distri-

bution used is:

4 if ze[l,a] with a=2

g(z)oc{ Vi

) (4.26)
0 otherwise

The algorithm is the following:

fori=1,....kdo
1. Draw a walker X; at random from S _;;
2. generate a value z from the distribution g(z);
3. draw Y using Eq.4.25;
4. calculate g = 2" 'n(Y)/n(Xi(1));
5. Generate a value u uniformly distributed in [0, 1];
6. ifu < gset X;(t+ 1) =Yelseset X;(t + 1) = X;(¢);

end for.

We follow some implementation advices from (Foreman-Mackey et al. 2013). We keep acceptance
rate in agreement with the rule of thumb of Eq.4.23. This can be done tuning the parameter a of Eq.4.26
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4.2 Bayesian inference via Markov Chain Monte Carlo methods

that is inversely proportional to the acceptance rate. It is also preferable to run the algorithm with a large
number of walkers (~ 100). In Fig.4.4(a) we show the posterior distribution for one of the dimension
of a 6D parameter space, the target distribution being a multivariate Gaussian. Using 10 walkers and
running the chains for 1000 steps is indeed less efficient in the reconstruction of the target distribution
than running 100 walkers for 100 steps (this is linked to the discussion on multi chains convergence of
sec.4.2.8)

To reveal the advantages of the method we challenge it on a difficult 2D-case.
Let 7(.) be the Rosenbrock density:

100(xz — x71)* + (1 — x1)?
20 »

n(xy, x2) o< exp(— (4.27)
The anisotropic cases pose, in general, severe problems to all MCMC samplers (for example our metropo-
lis algorithm fails to converge).

However, under affine transformation Eq.4.27 turn into a much easier problem. With almost no need
to tune the algorithm we obtain the posterior of Fig.4.4(b).

10 walkers 1000 steps
r T T T

Rosenbrock density

IBDO

L L L "
4 2 0 2 4
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(a) (b)

Figure 4.4: (a) Posterior distributions for one of the six dimensions of a 6D multivariate Normal distri-
bution using the stretch move algorithm in different configurations: 10 walkers with 1000
steps (top) and 100 walkers with 100 steps (bottom). In fitting the distribution, we note a
trend (that is general) of better performance of the algorithm when the number of walkers
is larger. (b) Histogram of the posterior distribution of the Rosenbrock density (Eq.4.27)
easily sampled via the stretch move algorithm.

4.2.8 The question of convergence

The way MCMC works, does not rely on the Monte Carlo principle of having identical and independent
samples X1, X», ..., neither on the fact that the chain has marginal distribution n(.). However, we have
seen that the marginal distribution of X; is close to z(.) if the number of samples is large Geyer (1991).
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4. ESTIMATION OF COSMOLOGICAL PARAMETERS

This consideration introduces the fundamental idea that, for being useful, our chain needs to be long
enough for Eq.4.11 to hold. Thus, to properly use a MCMC algorithm, convergence needs to be checked.
The issue is not trivial. What is typically done is to run a chain until the starting point is “forgotten”. This
period is called the burn-in. In Fig.4.5 is shown how, in a few steps, from four different starting points, as
many chains find the peak of the distribution. In general burn-in periods are chosen quite long for safety,
although Geyer (1991) argues that there is no need to wait too long and discarding 5% is enough. After
the burn-in each draw follows the stationary distribution.

The length of the burn-in phase is not easy to calculate. If the starting point is far from the peak of
the distribution, the “no dependence” regime is luckily to be reached in a longer time. Another example
in this sense is in Fig.4.6(a).

In practice, since our computational resources are limited, a too long burn in period is intractable.
As a consequence we have to make sure that the chain is really efficiently exploring the parameter space.
In literature this is often referred to as mixing. A by eye check on the behaviour of the chain is again a
useful test. In Fig.4.7(a) is shown an example of bad mixing while the chain in Fig.4.7(b) has a good
mixing.

Fvolution of the chains
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Figure 4.5: Example of burn-in phase. Using Metropolis algorithm with a Gaussian proposal distribu-
tion (see sec.4.2.5), the space is explored with four chains, having different starting points.
The target distribution is a simple bivariate (2D correlated Gaussian centred in (0,0)) so in a
few steps every chain finds the peak.

Beside this simple diagnostic of bad mixing there are a lot of more sophisticated methods that have
been developed by the community. We present here some of them.

Gelman-Rubin test

In Fig.4.5 and 4.6(a) we have shown the behaviour of multiple chains on the same problem. In sec.4.2.7
we have also presented results using a multi particle method. As discussed in Geyer (1991), the use
of many short run, say m independent realisations of the same algorithm, should not be preferred to a
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Figure 4.6: (a) The target distribution is a y?-distribution with 3 d.o.f. The proposal distribution is a
Gaussian with fixed o (see sec.4.2.5). Four chains are run using different starting points.
After step=400 the chains are clearly sampling the same distribution. (b) Posterior from one
of the chains after burn-in phase is cut out which agrees properly with a X§~

single long chain®. First because the burn-in period has to be thrown away from each chain and secondly
because the sum

1 < :
— > O, (4.28)
J=1

has not the right ergodic convergence property. If m — oo some kind of law of large number enters the
game while a proper convergence would require not only m — oo but also n — oo, i.e. long chains.
Multiple chains have, however, a diagnostic power and we always run more than one chain (in general
four) in the case of estimation of cosmological parameters and then merge the chains together, after
throwing the burn-in period. One of the test based on multiple chains that one can use to check conver-
gence is the Gelman-Rubin (GR) test (Gelman & Rubin 1992).

The basic idea of this test is to compare several sequences drawn from different starting points and
check if they are indistinguishable. Moreover, GR test gives an idea of how much the distribution esti-
mate may improve as iteration continues.

Suppose one runs m chains of 2n elements and considers only the last half n: Xij withi=1,..,n and
j =1,...,m. The following quantities can be defined:

o X/=1 " | X/ mean of the chain;
n = 1

e X=Lyn, (= X! mean of the distribution;
e B

i ZTZI (X7 — X)? variance between chains;
e W= ﬁ 2y ’J’.’:l(Xij — XJ)? variance within a chain;
From this quantities one calculates the potential scale reduction factor (PSRF)

n—1 B /m+1
WD)

R m
w

(4.29)

“This is of course not a definitive statement but may depends on the type of problems and algorithm at hands.
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Figure 4.7: (a) Example of bad mixing for a given variable (b) Example of good mixing for another
given variable. These example are nuisance parameters taken from different test run of our
CMB likelihood.

The numerator is an estimate of the variance that is unbiased if one is sampling from the stationary
distribution, otherwise is an overestimation.
The denominator is, on the contrary, an underestimation of the variance of the target distribution if
the single chain is not yet converged. If R is high, either the chain has not reached yet the stationary
distribution, either W can still decrease meaning that the single chain has not yet explored the entire
target distribution. One expects R to be ~ 1 when the chains are converged.

The prescription (e.g. Verde (2007)), which is used for the results of this thesis, is then to run the test
until:

R — 1 always < 0.03 (4.30)

A value of R as a function of the length of the chain should be calculated for each dimension of the
parameter space. The results of the test on the HILLiPOP likelihood (chapter 5) is shown in Fig.4.8. Four
chains are run using the Adaptive algorithm (sec.4.2.6).

Estimation of autocorrelation

Another method to analyse the convergence of a chain is the estimation of its autocorrelation. At a fixed
distance between elements, called the lag, we can calculate

N-lag

1 - _
$lag) = — > LFD) = Fllf Kiiag) = Fil: (4.31)

i=1

where fy is defined in Eq.4.11. We would expect this autocorrelation to be smaller as the lag increases,
since in presence of good mixing the chain should forget its past.

If, on the contrary, autocorrelation is still relatively high for high values of the lag, this indicates that
there is still a high degree of correlation between our draws; a sign that mixing is slow and the chain is
stuck somewhere instead of exploring the whole parameter space.

It is also useful to calculate the integrated autocorrelation time 7;,;, namely the sum, over all possible
values of the lag, of the autocorrelation y(lag). In order to get a god estimate it is necessary to down-
weight the terms for a large lag which are essentially noise due to the lower combinatorics (Geyer 1991).
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Figure 4.8: The Gelman-Rubin test R (Eq.4.29) as a function of the length of the chains. Four chains
are used for sampling the HiLLiPOP likelihood, then R is calculated for each parameter. We
show with different colors the cosmological parameters and in dahed blue all the nuisances
parameters included in the likelihood (chapter 5). The test is passed when R — 1 < 0.03.

o proposal 0.5 1 3 6 10 20
acceptancerate  0.93 0.88 0.70 0.50 0.36 045
Tint 64.12 16.07 444 350 3.60 4.45

Table 4.1: Using y>-distribution with 3 d.o.f. as the target distribution, we explore different choices
for the o of the Gaussian proposal distribution. For every value we compute the value of
the acceptance rate and of the autocorrelation time (using Eq. 4.32). The minimum for 7,
corresponds to o = 6 and acceptance rate ~ 0.5, in agreement with the expectations.

One can write

(o8]

= ), wlag)ilag) (4.32)

lag=—o0

where w(lag) is 1 for a small lag and O for a large lag, with any smooth curve connecting the two extrema
as a scaled cosine.

This estimate 7, is a useful diagnostic of convergence, the higher it is, the more samples are needed.
This can be used also the other way round: chains with lower value of the autocorrelation time have
better mixing. A simple example is given in Fig.4.9(a) and 4.9(b). We chose again a X%—distribution
as the target and we plot the evolution of the autocorrelation as a function of the /ag. We then fit the
exponential decay. The value of T obtained in the fit is roughly equivalent to the one of Eq.4.32. We
conclude for this case that a value of o = 1 for the proposal is less efficient than o = 6. The values
in Table.4.1, obtained directly using Eq. 4.32, confirm that the choice o = 6 coincides with the lowest
value for the autocorrelation time. Note that this also correspond to an acceptance rate of 0.5 as suggest
by the rule of thumb of Eq.4.23.

We have mentioned in sec.4.2.3 that the ergodic theorem allows the existence of the Central Limit
Theorem for ergodic averages for N — oo (Eq.4.16) with some finite o-. This latter can be estimated
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Figure 4.9: Value of the autocorrelation ¥ as a function of /ag (computed using Eq.4.31) for two chains
with different o for the Gaussian proposal distribution (o~ = 1 for (a) and o = 6 for (b)). The
target distribution is a X%- Fitting for an exponential decay we can recover approximately
the value of the the integrated autocorrelation time 7;,, of Table 4.1.

directly from the Markov Chain (Geyer 1991). One has
52 = var(fy) o Tin. (4.33)

This justifies the diagnostic we used just before. A high value of 7;,, goes with a bigger error on the
proper estimation of the target distribution.

We show in Fig.4.10(a), in the case of multivariate distribution of different dimensions, the value of 7;,,
as a function of the scaling factor between the covariance matrix of the proposal and the target (the ratio
Oprop/ T target). The minimum of it is around what is expected from the rule of thumb of Eq.4.23. In
Fig.4.10(b), we can also see that these values correspond to the prescription of an acceptance rate of
approximately 0.25.
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Figure 4.10: (a) Integrated autocorrelation time 7, as a function of oprop/Ttarger for two multivariate
Gaussian distributions of dimension d = 4 (solid line) and d = 10 (dashed line). The mini-
mum is around the value expected from Eq.4.23, and corresponds indeed to an acceptance
rate around 0.25 (b).

Interestingly, when checking mixing using the autocorrelation, one can see the gain we have using the
Adaptive Metropolis as our baseline algorithm. We chose, as target distributions, multivariate Gaussian
distributions of different dimensions and covariance matrices with non negligible off-diagonal terms
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4.2 Bayesian inference via Markov Chain Monte Carlo methods

shoot at random. Then, we use both the Metropolis and Adaptive algorithm starting with a diagonal
proposal distribution. In Fig.4.11(a), we show that, for the Adaptive algorithm, the autocorrelation of the
chains decrease more rapidly and convergence is faster. Clearly, when the covariance matrix of the target
distribution is diagonal, both algorithm are equivalent (Fig.4.11(b)).
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Figure 4.11: Autocorrelation as a function of lag to compare Matropolis (in solid) and the Adaptive
(in dashed) algorithm for the case of a multivariate Gaussian posterior with different di-
mensions (d=10 in black, d=6 in blue, and d=4 in green). The proposal distribution is
a Gaussian with diagonal covariance matrix. Note that the Adaptive algorithm performs
better than the standard Metropolis (a). In the case the covariance matrix of the target
distribution is diagonal, the Adaptive algorithm gives equivalent results to the Metropolis
one.

Fourier analysis

Another interesting instrument of diagnostic is the spectral analysis of the MCMC chains since estimating
the autocorrelation of a chain is equivalent to estimating its power spectrum P(k). For a good sampler,
the correlation of the successive element of the chain is almost zero thus we expect a flat (white noise)
power spectrum. The nature of an actual MCMC sampler, however, always induces some small scale
correlation and thus a suppression of power at high k. The small scale behaviour is well approximated by
a power law of the form P(k) o« k=%, with @ ~ 2, since we are not far from a random walk (a = 2). Also,
the position of the “knee” that distinguishes the regime of white noise from the approximate random
walk, reflects the inverse correlation length.

A template form to fit this behaviour is (Dunkley et al. 2005)

k-
P(k) = Py—~- (4.34)

K+l

where Py is the amplitude in the k — O limit and k" the position of the knee.

The criteria for being sure that the chain has converged are then:

o ¥ =k*( év—”) > 20, this ensure k,,;; to be in the white noise regime;

. g
e convergence ratio r = =% ~ % < 0.01.

38
S = o
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Figure 4.12: The posterior here is a 6-D correlated Gaussian distribution. We select one of the dimen-
sion to show the spectral analysis proposed by e.g Dunkley et al. (2005). In green is shown
the fit of the power spectrum P(K), obtained with an FFT, using the template formula of
Eq.4.2.8. We find j* = 79 and r = 0.001. As expected, @ ~ 2.

In Fig.4.12 we show the power spectrum of a selected dimension of a six dimensional multivariate
problem. We then fit with the template form of Eq.4.2.8 and check the relevant parameter for conver-
gence.

As a further example we check again the case of the X%—distribution of Fig.4.9(a). Using the Fourier
analysis we arrive at the same conclusion than before on the optimal choice of the o for the proposal
(Fig.4.13(a) and 4.13(b)).

When convergence is under control, MCMC techniques are a powerful tool to simulate direct draws
from a complex distribution of interest. The root method is the Metropolis algorithm widely use for
parameter estimation, however, for what concerns the cosmological results discussed in this thesis, we
remind that we use the Adaptive algorithm that is an easy and powerful modification of the standard
algorithm.

We have also discussed other methods (multi-particle methods, nested sampling) but we conclude
that Adaptive is the most suited for our purposes since it allows an automatic search for an efficient
covariance matrix for the proposal, able to explore a correlated posterior distribution. Indeed, as we will
see in chapter 7 and 8, the cosmological and nuisance parameters of the CMB likelihood have complex
correlations.

In the following section we discuss some technicalities on the implementation of the Adaptive algo-
rithm when dealing with the CMB likelihoods.

4.2.9 Implementation of the Adaptive algorithm

In sec.4.2.6 we have described the Adaptive algorithm as was formulated in Haario et al. (2001). For a
toy case of multivariate Gaussian distributions it works very well as it is.

However, to obtain satisfactory results in the case of more complex target distributions as the one built
in chapter 5 ad hoc changes are needed.

We would like to start with a diagonal X as the first guess matrix. This is not always possible since,
when the number of nuisance parameters is high, and correlations are strong (for example when we add
data from ACT and SPT to Planck), the adaptation process can be inefficient. In these cases we are
forced to use an empirical covariance of the chains as a new input to the algorithm. Also, we can use a
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Figure 4.13: Fourier diagnostic (template fit of the power spectrum using Eq.4.2.8) for the case of a y-
distribution with 3 d.o.f. In (a) we have chosen o = 1 for the proposal. The convergence
criteria (see text) are not respected, in agreement with what we has estimate before using
the autocorrelation method. In (b) are presented the fitted values for a proposal with o = 6.
The convergence is achieved, again as expected.

minimiser like MINUIT (sec.4.3) and use the Hessian matrix associated to the minimisation as the input
matrix.

We implemented also other upgrades, based on the indications of the AppStat team at LAL. First we
recall the recursive formula for the adaptation of the covariance matrix. At step ¢ we have

1 1
o= pamy + X = o) 2= Ty + 2 (X - )X — )" =20, (4.35)

The proposed move is then ¥ ~ N(X;_1, cZ;), where c is some scale factor.
In practice, if we try to start the adaptation from the first steps, the correction we make to the initial guess
matrix Xy is too big and numerically unstable. We thus introduce the parameter 7y, that can be tuned,
and that represents the number of steps we have to wait before starting the adaptation. In general this
phase does not need to be long and #y ~ 10d (where d is the dimension of the parameter space) is a safe
assumption. Clearly, the algorithm is only weakly dependent on this choice, for example, going from the
~ 20 parameter of the HiLLiPOP likelihood to the ~ 50 of HiLLiPOP +ACT/SPT we can use the same
value for 1.
For all steps before fy, the algorithm is thus a simple Metropolis. In this phase the chain starts exploring
the parameter space, and it is not essential to have a very reliable first estimate for the covariance matrix;
it is preferable to have a high acceptance rate and underestimate the optimal step than to risk remaining
stuck at the starting point. The scale ¢ in the proposal is thus chosen to be quite small, say 0.001
(Fig.4.14(a)).

At step fo we calculate the sample variance of the chain. The estimate of the covariance between the

parameter j and the parameter £ is simply

1
to—1

= — > (Xij = X)Xk - Xo). (4.36)
i=1

If 1 is properly tuned, the constructed matrix is a fair first guess of the covariance of the posterior.
Hence, the scale c (Fig.4.14(a)) can be set to the standard value of 2.42/d (Eq.4.23).

In sec.4.2.5 we have seen that the optimal acceptance rate (a.r.) is around 0.25 and that it can be
controlled via the size of the steps for exploring the parameter space. It is hence possible to tune the
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scale factor ¢ accordingly.

11
et = (1= )+ —(ar.—025) (4.37)

To switch on this kind of adaptation, we introduce in the algorithm the parameter ¢;. For ¢t > ¢, the
scale factor is modified according to Eq.4.37. The a.r. is computed “locally” using, each time, only the
previous 100 steps of the chain. Clearly, ¢, needs to be greater than #. If we set 7, = o the adaptation of
the scale factor starts immediately after the Metropolis phase. This can be useful if the estimation of the
covariance matrix is still really poor at the end of this phase.

Different configurations have been tried until an optimal one was found for our HiLLiPOP likelihood.
The algorithm has also been tested on several versions of other Planck likelihoods (Plik and CamSpec).
The different foreground modellings for the likelihoods play a role in how to optimally tune the algorithm
since they change the full correlation matrix. However, the ergodic properties of the algorithm reassures
on the fact that the choice for #y and ¢, is not unique. In practice, a lot of the results presented in this
thesis have been obtained with #y = 200 and ¢, = 10000.

If the process of adaptation is going too fast, the algorithm can be slowed down by re-weighting, in
Eq.4.35, each step with 1/¢* instead of a simple 1/z, with a € (%, 1]. While the AppStat team advocated
a value @ = 0.7 we found that for the case of CMB this lowering of @ leads to an underestimation of the
posterior variance that depends on the dimension of the problem. The best results was obtained with the
standard @ = 1 value.
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Figure 4.14: An example of a configuration for ¢y and ¢, for the Adaptive algorithm for the HiLLiPOP
likelihood. The four different chains are shown with different colors. In (a) is plotted the
evolution of the scale factor ¢ as a function of the length of the chain. Until #, = 200, c is
kept very low, then is set to the optimal value of Eq.4.23 until ¢, = 10000. From ¢, on we
start adapting c as in Eq.4.37. These choices for the value of ¢ allow the acceptance rate to
reach the standard value of ~ 0.25. In (b), we report the consequent evolution of the a.r as
a function of the length of the chain.

Generating random numbers

The performance of all the Monte Carlo methods depends on the reliability of the random number gen-
erators. For our analysis we use the AbsRand package’, that consists in a set of efficient C++ classes

Shttp://planck.lal.in2p3.fr/wiki/pmwiki.php/Softs/AbsRand
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organised in an object oriented framework. It contains high quality uniform and Gaussian generators.
We also mention that it contains a very fast 1/f2 noise generator based on random-walk, and a 1/ fast
generator based on the previous one (Plaszczynki 2007). This software is used in the Planck experiment.

e The random number generator is planck_rng, an implementation, in the context of the Planck
satellite experiment, of a new generation algorithm: the xorshift generator described in Marsaglia
(2003). This class of pseudo random number generator gives the next number in its sequence by
repeatedly taking the exclusive or of a number with a bit shifted version of itself. It has been
performed and tested by M. Reinecke (Max Planck Institute fur Astrophysik, Garching)

o for generating x ~ N(0, 1) the radial Box-Muller transform (Box & Muller 1958) is used.

As described in sec.4.2.5, for our MCMC methods we need to generate d-dimensional samples dis-
tributed as a multivariate Gaussian distribution with a given y and X.
This is done using the Cholesky decomposition © = LLT (e.g. Nash (1990)).

Once the covariance matrix is decomposed, giving the lower-triangular L, one has just to multiply it
with a vector of uncorrelated samples, x ~ N(0, 1).
The vector Lx has the covariance properties of the system modelled with X.

4.2.10 Cross check with CosmoMC

The public CosmoMC code®, combined with the Boltzmann code Camb (sec.1.5.1) are the official setting
for the analysis of Planckdata.

This algorithm is based on the Metropolis-Hastings one with some important CMB-oriented upgrades
(Lewis & Bridle 2002; Lewis 2013).

The scaling with dimension is improved separating the slow from the fast parameters. An example
of slow parameter is the matter density (changing it requires a full recalculation of the evolution of the
background model and the perturbation) while all the nuisance parameters are in general fast (only the
dependent likelihood function needs to be recomputed, not the C¢).

The base parameters are orthogonalised so that proposals are made to nearly independent combina-
tions of the original base. Even if fast and slow parameters are correlated, it is possible to make a linear
parameter redefinition to keep the fast parameters independent of the slow ones. Parameters are then
grouped in sets of similar “speed” and the proposed moves are made along random directions in these
equal speed sub-spaces. This allows to oversample the fast sets.

Another peculiarity of the algorithm is the actual shape of the proposal distribution which is a radial
function not necessarily with the same dimensionality than the posterior. It is also corrected to increase
the probability for small or large steps for a better exploration in the case of a non-Gaussian posterior.

In Fig.4.15 we show the comparison, using the Plik likelihood, between the posterior distribution
obtained with CosmoMC+CAMB and the Adaptive algorithm implemented in this thesis in combination
with the CLASS Boltzmann code (sec.1.5.1). The agreement is very good with minor differences that
may come from the slight difference at high-¢ between the spectra computed by two Boltzmann codes.
The disagreement on 6 is expected since it is defined differently in the two codes (sec. 7.1).

In Fig.4.16 we juxtapose the correlation matrix obtained with CosmoMC and the one obtained with
the Adaptive algorithm to show the agreement between the methods.

Shttp://cosmologist.info/cosmomc/
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Figure 4.15: Posterior distributions obtained using the Adaptive algorithm for the Plik likelihood and
the CLASS code (red) against the results from the official chains obtained using CosmoMC
and Camb (black). The difference in 6 comes from a different definition of this parameter
in the two codes. The minor disagreement on some foreground parameters can originate
from the differences at high-¢ between CLASS and Camb (sec. 7.1).

4.3 Frequentist approach

The extreme precision of the data used in this thesis offer the possibility of a fine check on the robustness
of the results with respect to the statistical methodology.

Unlike the Bayesian method, the frequentist approach do not have priors (and therefore the con-
ceptual difficulties that may arise in defining them properly, see sec.4.1). By definition, the quantity
one wants to measure has a true fixed value and hence can not have a distribution. This can be an im-
portant difference since it have been shown that priors may affect parameter determination (Hamann
et al. 2007; Gonzalez-Morales et al. 2011; Hamann 2012). Moreover, the process of marginalisation
(sec.4.2.4), favours regions of parameter space that contain a large volume of the probability density in
the marginalised directions, and this may lead to the so called volume effects (e.g. (Hamann et al. 2007)).

In this section, some of the methods of the frequentist framework are presented. First the search for a

“best fit” is performed using a high precision minimiser (sec.4.3.1) and then the procedure for extracting
error bars is described (the profile likelihood, sec.4.3.2).
The subtle case of a limit in the presence of a physical boundary is illustrated in sec.4.3.3. In Bayesian
statistic, with the possibility of adding a “step-like” prior, it is straightforward to define a credible interval
with respect to the no boundary case. For the frequentist framework, where a confidence interval has to
preserve the right coverage properties, one needs to refine the procedure (Feldman & Cousins 1998).
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Figure 4.16: Correlation matrix obtained sampling the Plik temperature likelihood with Cos-
moMC+Camb (a) or with the Adaptive algorithm described in this thesis + CLASS (b).

4.3.1 Maximum likelihood estimation

What is commonly called “best-fit” is the maximum of the likelihood function (MLE) or equivalently the
minimum of the y> = —2In £ function. To be properly determined, complicated numerical derivatives,
have to be computed, relying on a high precision minimizer. For the work in this thesis, and also for
the one presented in Planck Collaboration A54 (2014), the powerful MINUIT software / has been used.
This package is fundamental in High Energy Physics, its role in the Higgs mass determination (ATLAS
Collaboration 2013) being only one example. Initially developed at CERN in the 70’s (James & Roos
1975), it has been continuously improved and recently rewritten into C++ (we use this C++ version,
MINUIT2). It contains several tools for minimizing a function and for special error analysis.

For our purpose of cosmological parameters estimation, we minimize the y? function using the

MIGRAD algorithm, which is based on Fletcher’s “switching” algorithm (Fletcher 1970). This is done
in a two step process. At first, all parameters are bounded by large (or physical) limits during the ex-
ploration. Then, once a minimum is found, all cosmological parameters limits are released, and again
the MIGRAD minimization is performed. The limits on nuisance parameters are kept in order to avoid
exploring unphysical regions.
MIGRAD belongs to the category of variable metric methods (e.g. Davidon & Laboratory (1959)) which
allows to calculate a factor of merit for the convergence, the “Expected Distance to Minimum” (EDM),
hence helping in rejecting poor fits. At the end of these operations, we use the HESSIAN procedure to
refine the local covariance matrix.

However, since the problem is highly non-linear, the Hessian is only a crude approximation to the
parameters “errors” and a complete treatment goes through the construction of the profile-likelihood. As
explained in sec. 4.2.9, it can serve, however, as a starting covariance matrix for the Adaptive MCMC.

Thttp://seal.web.cern.ch/seal/work-packages/mathlibs/minuit/index.html
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4.3.2 Profile likelihoods

Using the minimisation procedure described in the previous section we are able to estimate the global
maximum likelihood (or the X2min) given the entire set of parameters.

A profile-likelihood allows instead to estimate the MLE of a chosen parameter 6 of this d-dimensional
parameter space and its confidence level interval. Formally, one builds

L,(6) = L0.45(0)), (4.38)

with 1?/(9) the i that maximizes £ at fixed 6.
One often speaks about the minimum y? = —21In £ instead of the maximum of £.
An example of the result is shown in Fig.4.17: to obtain the profile, one scans, within some range, dif-
ferent value of 6 and, at each point, runs the )(2 minimization with respect to all other parameters. The
minimum y? value is reported for this 6 value.

Given the procedure, the solution at the minimum of y?(6), for every parameter, coincides with
the standard sznin solution, which ensures we are avoiding the potential “volume effects” that appear in
projecting MCMC samples.

To extract a confidence region, which has the correct frequentist coverage properties, one needs to

build the likelihood ratio statistic, or, equivalently, the A)(z ) = )(2 ) - szni , distribution (that is actually
what is shown in Fig.4.17).
For a parabolic y*(6) shape (i.e. gaussian estimator distribution), a 1-e-level confidence interval, is
obtained by the set of values AY3(0) < X%(a), where X%(a) denotes the 1-a quantile of the y>-distribution
with 1 degree of freedom, and is 1, 2.7, 3.84 for 1 — a = 68,90, 95% respectively. In other words, if we
are looking for a 68% CL, we have just to cut the profile at 1 (see again Fig.4.17).

This procedure is still valid if the profile-likelihood is non-parabolic. The MLE in fact, does not

depend on the choice of the set of parameters: if § is the MLE of the parameter 6, the MLE of any
function of 8, 7(6), is simply # = 7(f). For example, one can build the Ay?(A,) distribution from the
Ax*(log(10'°A))) profile by simply switching the log(10'°A,) — A; axis.
This invariance property allows to build an approximate confidence interval since one can imagine a
transformation that would make it quadratic in the new variable. The (asymmetric) confidence interval
is obtained by cutting the non-parabolic Ay? curve at the corresponding y*() values of the parabolic
case (Wilks 1938). In MINUIT, the routine implementing this method is called minos and it is exact up
to order O(%) , N being the number of samples (James 2007).

In chapter 7 results on cosmological parameters obtained using the profile-likelihood based con-
fidence intervals, will be discussed and confronted to Bayesian credible intervals, finding agreement
between the two methods. This is somehow expected since, for ACDM, the shapes of the posteriors are
all almost Gaussian (parabolic AY?).

Nevertheless, the profile-likelihood can be useful in exploring strong degeneracy as the (A, T) one
as discussed in sec. 7.2.7.
Also, the procedure described above is not well defined if the parameter of interest has a physical bound-
ary. As an example, the neutrino absolute scale parameter Xm,,, that is central to this thesis, is necessarily
greater than zero (Xm, > 0).
Clearly, also the marginalized posterior distribution is not Gaussian any more but largely peaked towards
zero, making the estimation of the upper limit sensitive to its detailed shape. Hence we may expect some
relevant differences between the frequentist and Bayesian methods, or at least a finer diagnostic power
for the robustness of the upper limit on Xm, in this comparison. Postponing the detailed discussion of the
results to chapter 8, we present in the next section the revised frequentist procedure for such an estimate.
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65 66 67 68 69

Figure 4.17: Profile-likelihood based 68% confidence interval (see text) on Hy for CMB only (in blue)
and CMB + BAO (in red). This figure is taken from Planck Collaboration A54 (2014).

4.3.3 Limit in presence of a boundary

We describe here the procedure to statistically set an upper-limit near the physical boundary Zm, > 0
(Fig.4.18). First, as before, we scan different physical value for the ¥m, parameter (i.e. positive) and we
report the Ay>(Zm,) after the minimisation on all the other parameters. Then we perform a parametric
parabolic fit

XEmy) = Yoy + [(Emy = mo) [0, (4.39)
for estimating the minimum mg and the curvature o,.
Far from its minimum, the function is not necessarily quadratic, hence the farthest points are discarded
in the fit.

If there were no boundary the 95%CL interval would have been obtained “thresholding” at 3.84
(sec.4.3.2). In a correct approach, we cannot do this any more; instead we use the classical “unified
approach”, i.e. the Feldman-Cousins prescription (Feldman & Cousins 1998).

This procedure first constructs the ordering principle based on the likelihood ratio R:

L)

- -E(xllubest)
where x is the measured value of the sum of neutrino masses, yu is the true value and pp.s is the best fit
value of )’ m, given the data and the physically allowed region for u. Hence, we have tpes = xif x > 0
and ppesr = 0if x < 0, and the ratio R is given by:

(4.40)

R= exp(—(x — ;21)2/2) forx >0 @41
exp(xu — u/2) forx <0
We then search for the interval [x;, x»] such that
X2
R(x1) = R(x2) and f L(x|u)dx = a (4.42)
X1

with @ = 95%CL. These intervals are tabulated in (Feldman & Cousins 1998).

We then read off the confidence interval [y, up] for x = mg /o, extracted from the parabola fit on the
x?° profile. The upper limits are calculated as us X 0.

As a check, we vary the range of points used in the parabolic fit to ensure that the limit we obtain is
always lower than the one we report as the result, in other words, ensuring that we are conservative.
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Figure 4.18: Example of profile likelihood for }’ m,. In presence of a physical limit at zero the Feldman-
Cousins prescription has to be applied to correctly extract the upper limit at the 95% CL.

Conclusions

In this chapter we have described the estimation of cosmological parameters using the Bayesian Markov
Chain Monte Carlo method and the frequentist profile likelihood analysis. The former efficiently extend
the idea of Monte Carlo integration to problems in high dimensions, using the Markov chain properties.
We have discuss convergence tests and the implementation of an Adaptive algorithm that has been used
to obtain all the posterior distributions presented in this thesis. The frequentist profile analysis has been
also presented. This method is particularly suited for the estimation confidence intervals in the case of
highly correlated variables, as 7 and A (chapter 7), or a physical boundary, as for Xm, (chapter 8).

Both methods apply to any likelihood function. The next chapter is dedicated to the construction
of a high multipole likelihood from the Planck CMB data described in chapter 3. In chapter 6 we will
complete the description of the cosmological data used in this thesis, briefly presenting the large scale,
the lensing, and the very high-£ CMB likelihoods together with the BAO and Supernovae ones.
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Chapter 5

The H1LL1POP high-¢ likelihood

With the aim of extracting the cosmology encoded in the CMB, the full-sky high resolution of the Planck
temperature and polarisation maps presented in chapter 3, are impossible to be handled directly. Fortu-
nately, since primordial fluctuation are believed and observed to be Gaussian (sec.1.5), all the information
contained in maps can be translated into angular power spectra (sec.1.3.1).

The angular power spectrum of the CMB, before the large WMAP and Planck sets of data, was

mainly obtained through maximum likelihood estimators requiring the inversion and multiplication of
Ny X Ny matrices, where Ny is the size of the data vector (e.g. Tegmark (1997)). These methods,
although allowing to obtain a precise estimation of spectra and the error bars of the covariance matrix,
become computationally prohibitive to be used for all the Planck detectors and at the full resolution
(€max = 2500).
Efstathiou (2004) has proposed an hybrid strategy that uses maximum likelihood methods only for the
low-{ part of the spectrum on low resolution maps. The high-£ (£ 230) part, is estimated using the cross
spectra methods that are more tractable and almost optimal. These methods require approximations for
the covariance matrix that are less accurate at low-£ but precise at high-£. The use of cross spectra
(sec.5.10 and 5.5.2) allows the reconstruction of the correlation between two different sky maps. The
advantage of cross spectra is that they are not biased by the noise since it cancels out in mean between
the two maps.

The composite strategy just described, is the one adopted in Planck data analysis. The cross spectra
approach is used at high-£, where a Gaussian likelihood approximation is appropriate (Hamimeche &
Lewis 2008). For £ <30, low resolution Commander temperature maps derived from Planck, WMAP, and
408MHz are combined with template cleaned LFI 70 GHz polarization maps in a pixel based approach.
We refer to this likelihood as LowTEB. A more detailed discussion is postponed to sec.6.1, where is
also discussed a different approach called Lollipop based on the modification of the Hamimeche-Lewis
likelihood (Mangilli et al. 2015).

For the high-¢ part, in Planck there are four likelihood codes (Planck Collaboration A13 2015):
e Plik: the Paris LIKelihood developed at IAP and official likelihood for the 2015 release

e CamSpec: from the Cambridge team, official likelihood for the 2013 release

e Mspec: from the USA team, which include a simplified component separation step

e HiLLiPOP: developed at the Laboratoire de 1’ Accelerateur Lineaire and topic of this chapter
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Having different likelihoods allows to test the robustness of the results to different approximations
and allows a more profound understanding of the effects of foreground or instrumental modelling arising
from different parametrization choices.

Indeed, the main difficulty in the analysis is how to treat the astrophysical foregrounds. Using the
HFI 100, 143 and 217 GHz channels, dominated by the CMB signal, we can safely extract the C, from
the maps with appropriate masks and deal with foregrounds at the power spectra level. Doing this, one
is assuming that the two-point correlation function completely describes the shape of the foregrounds.
This is the choice adopted by the four likelihood codes mentioned above. Another strategy can be to use
directly the spectra computed from the component separation maps and estimate the cosmological pa-
rameters from these CMB only spectra. This is done by the XFaster likelihood (Planck Collaboration.
IX. 2015).

This chapter describes in details the HiLLiPOP likelihood (High L Likelihood Planck Orsay Project).
The final result is shown in Fig.5.1 and 5.2.
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Figure 5.1: The HiLLiPOP cross-half-mission coadded temperature power spectra at £ > 50. The red
data point are binned in A, = 31, while the grey data points are unbinned. In green in the
upper panel is plotted the best-fit base ACDM theoretical fitted to the combined HiLLiPOP
+ LowTEB likelihood. Residuals with respect to this model are shown in the lower panel.
The green lines show the 68% unbinned error bars.
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Figure 5.2: Same as Fig. 5.1 for EE (a) and TE (b).

5.1 The basic structure of the high-¢ likelihood

At high-¢, the likelihood can be written as the one for a Gaussian distributed variable and thus simply
reads:

— 211’1,5(6’?10(161) - Z Z (Cgata _ Crglodel)z—l(cgata _ C?Odel). 5.1
modes Cross
Where the sum is on all the cross spectra used and on all the modes that we want to include (TT, EE,
TE) and X is a constant covariance matrix. Note that, in principle, the matrix £ depends on the CMB
signal CEMB. We use here a model fixed around the minimum which ensure a good approximation for
the error bars and no bias in the posteriors.

The CMB cross power spectrum (sec.1.3.1) is the central element of the likelihood. Hence, an
estimation of the C, need to be extracted from maps. Although we have available Planck all-sky maps
(sec.3.4), the thermal emission from the galaxies largely dominates over the CMB signal at low galactic
latitude. We are thus forced to mask this contamination, searching, at each frequencies, for a compromise
between a cleaner signal and statistics. We postpone a detailed discussion on the masks used to sec.5.3.
Partial sky coverage correlates the power spectrum estimators at different £ and complicate its extraction
(sec.5.4).

The construction of the covariance matrix X is addressed in Sec.5.5. In the limit of an ideal full-sky
surveys this calculation would have been simple. Masks and beams effects (sec.5.4.1) induce £-by-¢
correlations that need to be properly handled.

Residual foregrounds, still present after masking, are then parametrised in terms of power spectrum
models. As detailed in sec.5.6, we use physically motivated template result of Planck internal works.
These residual foregrounds vary with multipole and frequency ranges and are modelled as a contribu-
tion, beside the signal part from the CMB

del, XY CMB,XY fg, XY
CpdetXY o ¢ + ) A (X,V)CEY, (5.2)
fg
where we have written explicitly the cross spectra notation XY. For each foreground and each cross
spectrum, the angular shape of the residual foreground is fixed. A scaling parameter is let free in each
case.
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The last part of the chapter is dedicated to some consistency checks and a discussion of the differences
between our likelihood and the other likelihoods approaches.

5.2 Maps

As described in sec.3.4 different sets of maps have been produced. The likelihood has been developed
in parallel to successive internal releases of data, but the results presented in chapter 7 and 8 refer only
to the public latest release. We remind that only the 100, 143 and the 217 GHz maps are used in the
analysis. We use two maps per frequency that we will refer to as: 100A, 100B, 143A, 143B, 217A,
217B. More details are given in Table 5.1. The maps used are:

e Detector Set (DS) maps. These have been used to put constraints on cosmological parameters also
in the 2013 analysis, although our DS maps are constructed slightly differently (see Table 1 in
Planck Collaboration XV (2014) for the definition of DetSet);

o Half Mission (HM) maps, from which have been obtained the 2015 results;

e in this thesis also Year maps (Yr) have been considered. Yr maps are similar to the HM maps but
do not include the 5th Planck survey.

map name Detector maps Year maps Half Mission maps
Temperature Polarization
combination of PSB and SWB
100A 100-DetSet1 100-DetSetl ~ 100-Yrl 100-HM1
100B 100-DetSet2 100-DetSet2  100-Yr2 100-HM2
143A 143-DetSetl + 143-5 + 143-7  143-DetSetl ~ 143-Yrl 143-HM1
143B 143-DetSet2 + 143-6 143-DetSet2  143-Yr2 143-HM2
217A 217-DetSetl + 217-1 + 217-3  217-DetSetl ~ 217-Yrl 217-HM1
217B 217-DetSet2 + 217-2 + 217-4  217-DetSet2  217-Yr2 217-HM2

Table 5.1: Maps used in the analysis. We refer to Fig.5.3 for the identification of the various PSB and
SWB. Details on the construction of DetSet can be found in Table 1 of Planck Collaboration
XV (2014)

5.3 Masks

The contamination of the foregrounds discussed in sec.3.5 has to be handled if we want a proper estima-
tion of the CMB signal. The first, immediate strategy is to get rid of the strongest foregrounds masking
their emission. Hence, frequency dependent Galactic, CO and Point Source masks are applied on the
maps described in sec.5.2.

Galactic masks

Diffuse Galactic dust emission is the main foreground for CMB measurements in both temperature and
polarization and is dominant at high frequency (v > 300 GHz) (sec.3.5). The masks for the Galactic
thermal dust emission are derived from the 353 GHz map in intensity. For polarisation analyses we
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Figure 5.3: HFI Focal plane layout as seen from outside the celestial sphere. PSB orientations are
indicated, with a red rod for the “a” elements and a blue rod for the “b” elements. Green
circles are for the SWBs. Near each detector is reported its name.

employ the masks derived for temperature, as they are relevant to cut off polarised dust emission on
small scales.

Dust polarisation at large scale does not look like dust in intensity, since, at these scales, one sees
only the effect of the magnetic field, which is quite different from the distribution of matter, responsible
for the emission of dust. Down to smaller scales however, one starts seeing the effect of turbulence, that
is due to the distribution of matter. This means that, for small scales (typically smaller than 2°), the dust
polarisation is traced very well by the intensity of its emission. Hence, a good mask for intensity, is also
a good mask for polarisation.

Conversely, if one builds the mask using the polarisation of the dust, the large scale structures of
polarisation will be well masked, but not the small scales. Since we are interested in small scales, this
justifies our choice of using the same masks in intensity and in polarisation.

The mask are based on a threshold in intensity of the 353 GHz map. In practice, the procedure for
constructing the masks is the following. First the 353 GHz map is smoothed with large Gaussian beams,
then, the histograms of the map are derived and used to obtain the cumulative distribution of the pixel
value. These distributions are used to obtain the list of the N brightest pixels that will be set to 0 in order
to mask a N/Nx fraction of the sky, Npix being the total number of pixels in the map. Hence, mask are
in general identified via the sky fraction fyy that is kept in the analysis.

In Fig.5.4 we show an example of a binary mask covering the 30% of the sky, hence with fg,=70%.
As it is, the mask causes problems at the Fourier analysis level since the transition between the pixel at O
and at 1 is step-like. To avoid spurious effects in the a,, extracted from the map (Fig. 5.5(a)), a procedure
of apodisation is necessary: as can be seen in Fig. 5.5(b), the C; of the unapodised map show structures
at high-¢ that are non physical.

Apodisation can be done applying an apodising profile, that can be any smooth function that goes
from zero to one, to the distance map of a mask. The distance map represents the distance of each pixel
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Figure 5.4: An example of a binary mask covering the 30% of the sky (fiy=70%). The mask needs to
be apodised to be properly used in the analysis.

to the nearest zero pixel of the mask. This technique is used for Point Sources for example. However,
apodisation using the distance map, present some “spiky” features along particular directions where the
distance is almost constant. This is why, for the Galactic mask, we chose to smooth the masks with a
Gaussian in the ag, space rather than using the distance map function. The procedure has the drawback
of injecting some signal in the initially blocked regions. This can be handled using initially a slightly
bigger mask and, after the smoothing procedure, a smaller mask to make sure the signal is erased in the
blocked regions, or using a threshold to remove part of the leakage in the mask. Note that, with our
procedure, the fy stays the same before and after apodisation.

(@ (b)

Figure 5.5: (a) % residuals of the subtraction between the fi,=70% unapodised mask and the same
mask Fourier (i.e. Harmonic) transformed back and forth. (b) In blue is shown the power
spectrum of the unapodised mask of Fig. 5.4. There are structures at high-¢ that arise from
the ringing artefacts near the sharp transitions of the mask. The apodised mask has a different
C, spectrum (in green) where the high frequency power is reduced.

The mask are thus apodised through a Gaussian smoothing with a large FWHM of 8°. Once the
smoothing is applied, we set the threshold such that all pixels of the map with values less than 107* are
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forced to 0 and pixels with values greater than 1 — 10~* are forced to 1. In Fig. 5.5(b) we can see how
the apodisation process suppresses spurious structures at high-¢ in the power spectrum of mask.

For galactic masks, fy decreases with frequency since the emission of the Galaxy becomes more
and more important from 100 GHz to 217 GHz.

CO masks

For our analysis, CO emission has to be masked at 100 GHz and at 217 GHz since there are emission
lines from molecular clouds at 115 GHz and 230 GHz that enter the bandwidth (sec.3.5). The CO masks
are constructed by first smoothing the CO map to 30 or 120 arcminutes. Those two smoothed maps are
then cut using a threshold in K n, units. The resulting masks are apodised at 15’. In Fig. 5.6(a) and
5.6(b) the two masks with different smoothing are shown. We have used both during the analysis but
the final results have been obtained with the 30 arcmin smoothing mask that is more conservative and
masks more structures at high latitude. In practice, the CO masks are almost completely covered by the
Galactic one, causing a diminution of fyy of only few %.

CO mask, type 2 115 GHz smoothing30min, apo 60min, fsky=0.724080 CO mask, type 2 115 GHz smoothing120min, apo 60min, fsky=0.824757

(a) (b)

Figure 5.6: CO masks at 100 GHz obtained smoothing the CO maps to 30 (a) and 120 (b) arcmin.
Apodisation is at 60’. The masks have been producted by the Planck Consistency Group.

Point Source masks

The mask used in the 2013 analysis is the union of the point sources detected in the PCCS (appendix
A.1) from frequencies 100 to 353 GHz (Planck Collaboration. XVI. 2014). This mask, as the ones used
in the P1ik likelihood for the analysis of the latest Planck data, are based on simple high flux cuts that
are shown to remove too many knots that are not real point sources but rather Galactic structures or
bright cirrus. Hence, in this thesis, we prefer to use the masks produced by the Planck consistency group
(PSCG) where cirrus are first identify before constructing the mask.

Final combined masks

The characteristics of the masks that are used for the results presented in this thesis are summarized in
Table 5.2. We show in Figure 5.7 the M72, M62 and M48 (foy = 72%, 62%, 48%) masks associated with
the 100 GHz, 143 GHz and 217 GHz channels, respectively. These are not the only ones used; along
the analysis other masks have been tested. A lot of test has been carried out using more conservative
Galactic masks named M65, M55 and M40 for 100, 143 and 217 GHz respectively (and with fyy =
65%,55%,40%). Their sky coverage is, however, bigger than the one used in the 2013 Planck analysis
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5. THE HILLIPOP HIGH-¢ LIKELIHOOD

where only the 58%, and 37.3% of the sky was retained at 100 GHz and 143 and 217 GHz , respectively.
This choice was made to ensure the Galactic dust emission to be small. We postpone a discussion on the
robustness of results to the mask choices to sec. 5.8.2.

mask name Galactic mask compact objects mask
100 GHz point source mask
M72 Jsky = 72% 100 GHz Conservative CO
nearby galaxies masks
M62 Jsky = 62% 143 GHz point source

nearby galaxies masks

217 GHz point source
M48 Jsky = 48% 217 GHz Conservative CO

nearby galaxies masks

Table 5.2: Details of the masks used in the analysis. Galactic masks are apodised at 8°, while compact
object masks are apodised at 15°.

5.4 Calculation of spectra: Xpol

We have seen in chapter 1 that the cross-spectrum of Eq. 1.89, is an unbiased estimator of the CMB
power spectrum. If one decomposes directly the observed maps in harmonic space, the cross power
spectrum is a biased estimator, where the bias is introduced by instrumental effects as the beams and the
incomplete sky coverage. This estimator defined from decomposition of data in spherical harmonics

¢
. 1

AB _ A Bx
% =5 mz_[dé,mdfm (5.3)

is called cross pseudo-C,. The dg,, are the decomposition into spherical harmonics of the observed maps.
For example, for temperature

dem = f AT (W)W ()Y (71), 54

where the window function W(1), takes into account the mask and can be, in turn, decomposed into
spin-0 spherical harmonics

W) = " wonYon(i). (5.5)
tm

To unbias the estimator of cross-power spectra from the maps, we use Xpol, an extension of the
Xspect algorithm (Tristram et al. 2005) to polarisation. Xpol is a pseudo-C, based method which is able
to compute analytically the error bars and the covariance matrix directly from data.

The cross-pseudo-C, of Eq. 5.3, for an experiment such as Planck, can be written in term of the true
value Cy as

CPB =" MOPBLBR(CLD), (5.6)
€I

where we remind that, considering independent detector, there is no contribution from noise. The B,
are the effective beams window function (sec.5.4.1) and M?[]? is the mode coupling matrix that depends
only on the masks. For temperature, the My calculation is described in Hivon et al. (2002) and involves
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5.4 Calculation of spectra: Xpol

Figure 5.7: The M72, M62 and M48 masks. A combination of apodized Galactic mask and apodized
compact objects mask is used at each frequency as described in Table 5.2.

product of integrals of three spherical harmonics that can be rewritten in term of 3j-wigner symbols. The
generalisation to cross-spectra reads

2
260, + 1 as( O O €
AB 2 AB[ t1 t2 13
M® = TZ(% + W ( o 0 0 ) (5.7)
3

with WAB = 31w wB* /(2€ + 1), the scalar cross-power spectrum of the masks.

The cross spectra C?B can be obtained solving Eq. 5.6, namely inverting the mode coupling matrix

AB
M, .

In our analysis, using Xpol we also include polarisation. The extension to polarisation can be found
in (Kogut et al. 2003).
For C7B = (C t,TATB, CfAEB, CfABB, C t,TAEB ), the relation between pseudo-C; (Cy) and C¢ is a generalisation
of Eq.5.6
~AB AB (~AB
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where we have defined My = M?fl,g B/é\, B]E‘, to include beam window functions. The coupling matrix that

translate pseudo spectra to power spectra reads

Error 0 0 0
AB _ 0 Eeeee  EEEBB 0 ,.
My, = 0 T . 0 (¢, €";wa, wB) (5.9
0 0 0 ETETE

where Z77 77 is the matrix defined in Eq.5.7, and

2
= . _ 26 +1 5, AB 2 O G 4
3
2
= : _ 26L+1 5 AB 2 01 & G
Spesp(( (iAB) = = ;aml)w@ a-co( 55,
= : _ 26 +1 /AB b G G\ O &6 G
Erere(f (:AB) = = ;@ml)% R N N

(5.10)
with L = €1 + €, + €5.

From the six maps of sec. 5.2, we thus derive 15 cross-power spectra i.e. one 100x100, 143x143,
217x217 and four 100x143, 100x217, 143x217 for each CMB mode (TT, EE and TE).

Even if the final results are on HM maps, DS maps have been used all along the development of the
final likelihood. We remind that we have two maps at each frequency. For DS, we could have used more
maps. For example, the 5 and 6 individual DetSet maps of Table 1 of Planck Collaboration XV (2014)
can also be used at 143 GHz and 217 GHz, respectively. Therefore, more cross-power spectra can be
estimated at 100x143, 100x217, 143x143, 143x217 and 217x217. On the other hand, each map that we
consider is significantly less noisy than any of the individual DS map at 143 GHz and 217 GHz. So we
prefer to keep using only two maps with lower noise.

5.4.1 Beam window functions

In sec.3.3.2 we mentioned how the instrument beams can be reconstructed observing point-like bright
sources as the planets. Beam convolution smooths small structures on the maps, resulting in a reduction
of high-¢ power in multipoles. A correct estimation of the power spectra of the measured maps, needs
the inclusion of the effect of these beams, hence, in the power spectrum estimation, we correct for this
using their respective beam window functions. The effective beam window functions B, account for
the scanning strategy and the weighted sum of individual detectors performed to obtained the combined
maps (Planck Collaboration. VII 2015). It is constructed from MC simulations of CMB convoluted with
the measured beam on each TOI sample. Note that temperature and polarization beams are different.
This is due to the fact that we consider a combination of PSB and SWB in temperature while only PSB
are used in polarization. The uncertainties in the determination of the HFI effective beams come directly
from the MC and can be described in terms of beam eigenmodes. It is possible to solve for the beam
eigenmode amplitudes for each spectra used in the likelihood. In the 2013 analysis it was found that, in
practice, only the first beam eigenmode for the 100x100 spectrum was relevant (Planck Collaboration.
XVI. 2014). For the 2015 analysis, the higher quality estimation of the beams allows to avoid considering
the beam eigenvalues in the likelihood. The results of this thesis have been obtained using the latest beam
produced by the Planck collaboration.
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5.4.2 Multipole range

The multipole ranges have been chosen to limit the contamination of the Galactic dust emission at low-£
and the noise at high-£. Table 5.3 gives the multipole ranges, [£min, {max], considered for each of the six
cross-frequencies in TT, EE, TE and ET. Note that {;,,x increases with frequencies since the 217 GHz
channel has smaller beams than the 100 GHz. Also €y, increase with frequency since the contamination
from Galactic dust emission at low-¢ follows the same trend (Fig. 3.11 and 3.12).

To allow consistency checks, we use the same ¢-range for every datasets (HM, Yr, DS). The lower
€min in our analysis is 50 (higher than the ¢y, = 30 of P1ik and CamSpec). This choice keeps us safer in
the Gaussian approximation for the likelihood function and avoids worsening residual dust contamination
without any significant change in the results.

100x100 100x143 100x217 143x143 143x217 217x217 ne
TT [50,1200] [50,1500] [500,1500] [50,2000] [500,2500] [500,2500] 9556
EE [100,1000] [100,1250] [400,1250] [100,1500] [400,1750] [400,2000] 7256
TE [100,1200] [100,1500] [200,1500] [100,1750] [200,1750] [200,2000] 8806

Table 5.3: Multipole ranges used in the analysis. The numer of degree of freedom is n; = {iax — Cmin + 1.
The full likelihood (TT+EE+TE) has n, = 25 618.

5.5 Covariance matrix

The 15 spectra that we have at disposal for each CMB mode of interest (TT,EE,TE), are not independent.
We thus need an estimation of their correlation. Furthermore, as a result of the masking, we also expect
each cross power spectrum to be correlated for adjacent multipoles. The complex resulting matrix ZZ?’CD
thus includes the correlations between the pseudo cross- power spectra (AB) and (CD) and multipoles £
and ¢’.

5.5.1 A semi-analytical calculation

The matrix can be defined as

A A % -1 ~ ~ % * -1
S = (ACRPACED) = (Mp?)  (ACEPACEP") (MEPY) .11
with

(ACPPACTP") = (CPPCEP) = PP, (5.12)

This second order correlation term can be rewritten as

XX« A |
ACT0 ACKXry =
BEACT ) = e + 1) £

{<X?mX§’*m/ ><X?;X?’m

BRSO NG e ) RERE)

m’

where we have used the notation X = T, E.
The actual calculation, implemented in Xpol, thus need the determination of all the first order correlation
term. Some approximations are made along the calculation, similar to that of Efstathiou (2006).

In Xpol, the computations relies on data estimates. More specifically, we use a smooth version of
each power spectrum such that the contributions from noise (correlated and uncorrelated), sky emission
(from astrophysical and cosmological origin) and the associated cosmic variance are implicitly taken

119



5. THE HILLIPOP HIGH-¢ LIKELIHOOD

into account in this computation. The coupling matrix is then used to translate the correlation between
pseudo cross-power spectra into cross-power spectra (Eq. 5.11).

Note that TE and ET do not carry exactly the same information since computing T from the map A
and E from the map B is not the same as computing E from the map A and T from B. Hence, both TE
and ET blocks are computed individually and are eventually averaged.

The full covariance matrix has 25618 x 25618 elements (see Table 5.3). It is symmetric, definite
positive and needs to be inverted to be used in the likelihood function. The inverse of the full covariance
matrix is shown in Figure 5.8. It has been derived for the cross-power spectra estimated on HM maps.
The condition number is ~ 103,

The expression for E?[]?’CD can be simplified if the variation in multipole space of the CMB spectrum

is smaller then the spectral width of the window function (i.e. small mask). In this case the matrix is
dominated by the diagonal part and the effect of inhomogeneity in the sky coverage becomes a simple
function of the i-th moment of the mask W (Hivon et al. 2002).

For illustration purpose we show the validity of this approximation in computing the error bars on a
given cross spectra

1
AR = (ACHB)? ~ — [(C?B)2 + C?AC?B] (5.14)

sky

where fsif is estimated from the first moments of the mask used for A and B. The cross spectra C ?B

contain only signal but the auto-spectra C;** and C7® contain a contribution from noise Ny and N,
respectively. Eq. 5.14 can thus be rewritten as

1
(ACPEY = —[2(S ) + S (NP + NE) + NYNE| (5.15)
sky

In Fig. 5.9 the various terms of the approximation of Eq. 5.15 are shown. Their sum (in red) is plotted
together with the analytical computation from Xpol (in black). As expected, the approximation works
better, both in temperature and in polarisation, at 100 GHz than at 217 GHz since the sky coverage is
larger. We also show the results from the simulations to give an idea of the level of accuracy of both the
analytical and the approximate solutions. Validation on simulations is discussed further in sec. 5.5.2.

5.5.2 Validation on simulations

The precision of the semi-analytical estimation has been tested using Monte-Carlo simulations. The
procedure, uses the Planck 2013 ACDM best fit to generate the signal. A CMB map is then generated on
top of which we add realistic noise. For each simulation, this procedure is repeated six times using the
beams and the variance map associated to each of the six maps. The same mask used for the analysis are
then applied and cross-power spectra are computed. A total of ~ 15 000 sets of cross-power spectra have
been produced. When comparing the diagonal of the covariance matrix from the analytical estimation
with the corresponding simulated variance, a precision better than a few percents is found. This is
illustrated in Fig 5.10 for the 143-143 GHz block. For a Gaussian likelihood, this percents precision on
the covariance matrix do not bias the results and has negligible consequences on the final error bars.

5.5.3 Effect of PS mask on the matrix

As can be noted in Fig 5.10, the ratio between the estimation of the diagonal of the covariance matrix
from simulation and its analytical calculation shows an oscillation pattern. This is due to the the point
source (PS) mask contribution. We remind that we use the PSCG mask, from the consistency working
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Figure 5.8: The inverted full covariance matrix that is used in the likelihood analysis. Each block de-
scribes a different combination of cross-spectra and has different dimensions depending on
the different [€in, {max ] ranges of Table 5.3. We also recognise the different blocks for CMB
modes, TT, EE and TEET (the combination of TE and ET).

group. The choice for the PS has consequences also on the modelling of the residual thermal dust
emission (sec.5.6.1). In Fig. 5.11 we compare simulations and analytical calculation with or without the
PS masks. For the cross involving the 217 GHz channel, there is an additional effect of the PS masks: the
approximations made in the analytical result overestimate the error bars up to a maximum of 5 % effect.

The significance of the effect of the PS masks changes with the PS masks being considered. We
remind that

o the PCCS mask, used in the 2013 analysis, is the union of the point sources detected from frequen-
cies 100 to 353 and based on simple high flux cut;

o the PSCG is the mask that we use. It has been produced by the Planck consistency group to avoid
masking cirrus at high latitude.

In Fig. 5.12 we compare the effect found using our masks with the results of the P1ik likelihood if
the PCCS based mask are used. The oscillation pattern follow the signal in both cases but the amplitude
is reduced when the PSCG is used.

This shows that the analytical estimation of the covariance matrix has difficulties in handling the
specific shape of the PS mask. These tests lead to the conclusion that the PSCG mask, with its proper
treatment of the cirrus and a smaller numbers of holes in the mask, gives an analytical estimate of higher
precision.
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Figure 5.9: The analytic computation of the diagonal of the covariance matrix  (in black) is compared
to the approximation of Eq.5.14 (in red). The various terms of the equation are also shown.
In (a) is reported the error bars for the cross 100x100 in temperature and in (b) in polarisation
EE. fsﬁf in this case is simply the fiy used for the 100 GHz (72%). The same is shown in
(c) and (d), for TT and EE respectively, for the cross 217x217, with fy=48%. In all the
figures is also shown (light grey) the results from simulation discussed in sec. 5.5.2.

5.6 Residual foregrounds

The foreground emissions present in the range of frequencies covered by the Planck satellite have been
introduced in sec.3.5.

The masking strategy discussed in sec.5.3, and an appropriate choice of ¢-range, help in reducing their
impact. There are, however, still some residual contaminations left. For a proper estimation of the CMB

signal, and thus of the cosmological parameters, they need to be properly taken into account at the power
spectrum level.

Generally speaking one expects residual diffuse Galactic foregrounds to dominate at low-¢, with a

minimum in the 70 to 100 GHz range, while extragalactic residuals dominates at multiple larger than
~200 (Planck Collaboration. I. 2014).

In temperature, for the three frequencies of interest in this thesis (100 GHz, 143 GHz, and 217 GHz),
free-free and synchrotron can be safely neglected. On the contrary, thermal dust emission is the most
important foreground to deal with, together with unresolved PS, CIB, tSZ, kSZ and the cross correlation
between tSZ and CIB.
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Figure 5.10:
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The analytical estimation of the covariance matrix 2?;,3 P is validated on simulations. The

covariance matrix is estimated from 15.000 simulations (see text). As an example, the
results are shown for the diagonal in multipole space for the 143x143-143x143 block.
(a) Left. The diagonal TT-TT (red), TE-TE (blue) and EE-EE (yellow) extracted from
simulations are plotted against the analytic result (black). Right. Here is reported the
ratio between the results from simulations and the analytic results, color coded as before.
The agreement is at % level. The oscillation pattern is due to the effect of the PS mask
(sec.5.5.3). (b) Left. Here are shown the off-diagonal block for the CMB modes, i.e. the
TT-EE (red), TT-TE (yellow) and EE-TE (blue), again with the analytical result in black.
Right. We report the difference between the simulation and the analytic results rescaled
with respect to the value at £ = 300.

The model used to describe the Planck TT power spectra thus reads:

In polarization, the only relevant foreground is the polarised dust. Synchrotron emission is known to

model,T,-Tj CMB,TT TT dllS[,T,'Tj Tl'Tj
¢, ¢, + AgusiCe + Apg
CIB,T;T; tSZ,T;T;
+AC[BC€ oy Atszcg ']
tSZxCIB,T;T ; kSZ
+Awszxc18C, "+ AxszCy

(5.16)
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Figure 5.11: Ratio between the diagonal of the covariance matrix extracted from simulations and the an-
alytical calculation. In red is shown the result using a different set of simulations that does
not include the PS masks; in blue the result from simulations including the PS masks. In
(a) we consider the 100x100-100x100 block in temperature. In (b) the 217x217-217x217
block, again in temperature. In this case the PS mask induce also an additional effect
besides the signal-like oscillation: the error bars are underestimated by a 5%.
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Figure 5.12: Ratio between the estimation of the diagonal of the covariance matrix from simulations
and the analytical calculation. In (a) is used the HiLLiPOP likelihood and the PSCG masks

for the point sources. In (b) is shown the result using the P1ik likelihood and the PCCS
masks (Figure from M.Millea).

be significantly polarized but it scales with frequency following a power law with spectral index close to
-3. It is then subdominant in Planck HFI channels and we can neglect its contribution (e.g. Tucci et al.

(2005)). The contribution of polarized point sources is also expected to be negligible (Tucci & Toffolatti
2012).

Hence, the EE and TE power spectra models simply read:

model,LE;E ; dust,E;E;

c" Ei o CCMBEE | AEE CASUEE; (5.17)
model,T,-Ej CMB,TE TE dust,T,-Ej

C, « CS +AlE ¢ : (5.18)

In HiLLiPOP, we use physically motivated templates of foreground emission power spectra, based on
Planck measurements. We assume a Cy model for each foreground with a fixed spectral and £ dependency
and rescale it with a free parameter A that should be equal to unity in the perfect case. Only the residual
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point source are treated differently. An independent parameter fits their free amplitude at each cross-
frequency.

The next sections are dedicated to a description of the various models and their physical basis.

5.6.1 Galactic dust

For the Planck HFI frequency used here, at low to intermediate multipoles, the dominant foreground
is the residual Galactic emission both in temperature and in polarization. In Planck Collaboration XV
(2014) and Planck Collaboration. Int XXII. (2014) residual Galactic dust emission is find to be com-
patible with a power law in multipoles, both in temperature and polarization. Our templates are built
following the same methodology presented in Planck Collaboration Int. XXX (2014).

For the temperature, we first estimate the TT half-mission cross-power spectra at 353 GHz in different
masks combinations (Fig. 5.13) and then subtract the best-fit CMB power spectrum from the Nominal
mission data analysis of Planck Collaboration. XVI. (2014). The CIB power spectrum (see Planck
Collaboration XXX 2014) is further subtracted. A good fit is obtained on the resulting power spectra
using the power-law model A{* + B, where B describes the Poisson contribution from unresolved point
sources. Both A and B depend on the mask used. It is worth stressing that compatibility of the shape
of the Galactic dust component with a power law is restricted to a particular choice of point source
mask. As described in sec. 5.5.3, the PCCS masks remove some Galactic structures and bright cirrus
generating a knee in the residual dust power spectra around ¢ ~ 300 (Fig. 5.14). The PSCG masks from
the Consistency Group used in this analysis, treat more properly these cirrus and do not show this bias'.

For EE and TE we again estimate half-mission cross-power spectra at 353 GHz in the different com-
binations of masks (Fig. 5.15 and Fig. 5.16) and then subtract the best-fit CMB power spectrum. We
do not have contribution from CIB in polarization and polarized point sources are negligible’. Hence, a
simple power-law model A{” is considered. The values of « fitted are in agreement with the ones from
Planck Collaboration Int. XXX (2014), although slightly flatter then the ones for temperature at high ¢
and at high frequency (Planck Collaboration. XVI. 2014).

Once A and « are obtained for each mask combination and for each mode, the templates for Eq. 5.16,
Eq. 5.17 and Eq. 5.18 are constructed as follows:

XiX;

Cf,dust

= A Xy, Xy X (5.19)

with ¢,, = 353 GHz — i the coeflicients for rescaling from the 353 GHz to the frequency of interest. They
are estimated using a map domain regression, at large angular scales, of the 353 GHz map after CMB
removal. The extrapolated factors are given in Table 5.4 and are compatible with Planck Collaboration.
Int XXII. (2014). When the template of Eq. 5.19 is used in the likelihood, it is multiplied by a single
scaling parameter for each mode Aglz;z, AdEf; . and Agfs - We expect these parameters to be compatible
with one. For the estimation of cosmological parameters we use Gaussian priors on these amplitudes

1 + 0.2, that reflect the uncertainty of the model (sec. 5.8.4).

'If we try to model dust using a simple power law in the case of the knee feature, there are consequences of this improper
treatment on the estimation of cosmological parameters (e.g. shifts are up to 0.60 for wp).

%In Planck Collaboration Int. XXX (2014) PCCS mask is used in order to prevent the brightest polarized sources from
producing ringing in the power spectrum estimation, while avoiding the removal of dust emitting region and their statistical
contribution to the angular power spectrum. We keep our PSCG masks for polarization
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C100 GHz €143 GHz €217 GH:

HiLLiPOP I 0.01957 0.03982 0.13185
Q/U 0.01703 0.03605 0.12498
Planck Collaboration. Int XXII. (2014) 1 0.0199  0.0387  0.1311

Q/U 0.0179 0.0384 0.1263

Table 5.4: Values for the c,, coefficients for rescaling the 353 GHz to the frequency of interest.
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Figure 5.13: (a) 353x353 TT power spectra. The dashed black line is the 353x353 CIB power spectrum
and the black line is the CMB TT power spectrum. The color lines are the CMB and
CIB subtracted 353x353 power spectra estimated for different set of masks as defined in
sec. 5.3. (b) Fit of the CMB and CIB subtracted 353x353 TT power spectrum estimated
for M40xM40. The black squares are the data and the red dashed line is the best fit to these
data.

5.6.2 Unresolved point sources

Extragalactic radio sources contribute significantly to temperature fluctuations only at small angular
scales. At frequencies higher than 100 GHz, the contribution of dusty galaxies should also be taken into
account (Tucci et al. 2005). Due to its limited angular resolution, Planck cannot significantly constraint

these foregrounds. To avoid modelling errors, dusty and radio sources are not considered separately but
T,T;

ps » for each cross-frequency. In other words, we consider a

included in a scale independent term, A
Poisson-like flat power spectrum.

In sec.5.9, the agreement between the levels of unresolved PS expected from source counts and our
Poisson terms amplitudes is discussed.

In polarization we can instead safely neglect point source contributions both from radio and dusty
galaxies (Tucci et al. 2004).
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Figure 5.14: (a) Effect of the PCCS 2013 mask on the shape of the power spectra of the dust. We see a
knee in the in the power spectra around ¢ ~ 300. (b) The £ ~ 300 is clearly visible if we
plot the ratio of the power spectra using the PCCS or the PSCG.
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Figure 5.15: (a) 353x353 EE power spectra. The black line is the CMB EE power spectrum. The color
lines are the CMB subtracted 353x353 EE power spectra estimated for different set of
masks as defined in sec. 5.3. (b) Fit of the CMB subtracted 353x353 EE power spectrum
estimated for M55xMS55. The black squares are the data and the red dashed line is the best
fit to these data.

5.6.3 Cosmic Infrared Background

The frequencies above 353 GHz are dominated by Galactic and extragalactic infrared emission. The
extragalactic component is the CIB produced by thermal radiation of dust heated by UV emission from
young stars (sec.3.5). The CIB constitutes an important foreground, especially at 217 GHz, that needs to
be treated properly at power spectrum level in our analysis. The CIB power spectrum templates that we
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Figure 5.16: Left: 353x353 TE power spectra. The black line is the CMB TE power spectrum. The
color lines are the CMB subtracted 353x353 TE power spectra estimated for different set
of masks as defined in Table 5.2. Right: fit of the CMB subtracted 353x353 TE power
spectrum estimated for M55xM40. The black squares are the data and the red dashed line
is the best fit to these data.

use at each cross frequencies, are based on a halo model linking directly the galaxy luminosity to their
host dark matter halo mass. They are presented in Planck Collaboration XXX (2014).

The halo model formalism, that is used also for the tSZ and the tSZ-CIB models described in sec.5.6.4
and 5.6.6 respectively, has the general expression (e.g. Planck Collaboration. XXIX. (2015))

Ce =PI PP (5.20)

g 9

CAB 1h . CAB 2h .

where A and B stand for tSZ effect or CIB emission, is the 1-halo contribution, and is the

2-halo term. The 1-halo term C, AB.Ih computed as

d2N

AB,1h _ 1h

(: M W 21
fdzdde fd deV L (5.21)

where d i dV is the dark-matter halo mass function from Tinker et al. (2008), d dQ the comoving volume

element, and Wlh is the window function that accounts for selection effects and total halo signal. The

contribution of the 2-halo term, C AB,2h

halos over the sky.

, accounts, instead, for correlation in the spatial distribution of

For the CIB, the 2-halo term (i.e. the term that considers galaxies belonging to two different halos),

is dominant at low and intermediate multipoles and is very well constrained by Planck. The 1-halo term,
instead, is not well measured, and is degenerate with the shot noise. Hence, in Planck Collaboration
XXX (2014) strong priors on the shot noises have been used to get the 1-halo term.
The power spectra template are available in Jy?sr~! units with the IRAS convention vI(v) =cst. To
convert them in ,uK%MB units we use the values in Table 5.5, taken from a slightly updated version of
Table 6 in Planck Collaboration IX (2014). Then, our C?B model is simply the C, CIB template, rescaled
with a single parameter Acg, that is expected to be one (sec.5.8.4).

X;X;, CIB

p = AciCy ™ ™ (cic ;)] (5.22)

C
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5.6 Residual foregrounds

C100 GHz C143 GHz C217 GHz
UC IRAS [MJy Sr_lKEI{/IB] 2441 371.66 483.485

Table 5.5: Values for the c,, coefficients for converting MJysr~! units in Kcyp units for the frequency of
interest (see Table 6 in Planck Collaboration IX (2014)).
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Figure 5.17: The CIB cross power spectra templates used in this analysis.

The cross power spectra templates are reported in Fig. 5.17. Note that at 100 GHz, the CIB is
negligible, while C;'7*"71® is 63.6 uK?2, ., at € = 3000.

5.6.4 Unresolved thermal Sunyaev Zel’dovich (tSZ) component

At Planck intermediate frequencies, from 70 to 217 GHz, although the sky emission is dominated by
the CMB, we are slightly sensitive to the distortion of the CMB black body caused by the tSZ effect
(sec.1.3.6 and 3.5). To give an idea of the order of magnitude of the effect, the ground based CMB
experiment SPT and ACT (sec. 6.3) find, in D, at £{=3000, a contribution of 9 ,uKéMB at 100 GHz and
4 ,uK%MB at 143 GHz. The effect is zero at 217 GHz. The template used is based on Tinker et al. (2008)
for the mass function and Arnaud et al. (2010) for the universal pressure profile. It contains both the 1
and 2-halo terms defined in sec. 5.6.3 (Taburet et al. 2011). A full description can be found in Planck
Collaboration. XXII. (2015). In Table 5.6 we report the conversion factors for the Compton parameter of
Eq.1.101 to CMB temperature (Kcmp), for each frequency channel of interested, after integrating over
the instrumental bandpass. These numbers are taken from Table 1 of Planck Collaboration. XXII. (2015).
The CE,SZ model used in the likelihood is normalised at 143 GHz and rescaled with a single parameter
Asz, that is expected to be one.

X,‘Xj, tSZ
¢

Cy,Cy;

2

C )
€143 GHz

= AgzCP7P (5.23)

The templates are reported, for each cross frequency, in Fig. 5.18 (in D;). Note that, in the P1ik likeli-

hood is fitted instead the contribution of the tSZ to Déig’égg at 143 GHz in uKg,, (Planck Collaboration
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C100 GHz €143 GHz €217 GHz
TCMB g(V) KCMB -4.031 -2.785 0.187

Table 5.6: Values for the c,, coefficients for converting MJysr~! units in Kcyp units for the frequency of
interest (see Table 6 in Planck Collaboration IX (2014)).
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Figure 5.18: The tSZ power spectra templates. A global scaling, Asz, is let free in the analysis

A13 2015), and the template considered is different. As in the 2013 analysis, they use the Efstathiou
& Migliaccio (2012) template with e = 0.5. However, cosmological parameter estimation is not very
sensitive to the tSZ effect, and that templates are all very similar at £ < 2000 and can not be distinguish
by Planck alone data. In Planck Collaboration. XIII. (2015), a prior on the SZ effect coming from ACT
and SPT data is used. This is described further in chapter 7.

5.6.5 Kinetic Sunyaev-Zeldovich (kSZ) component

As described in sec.1.3.6, the peculiar velocities of the clusters containing hot electron gas induce a
frequency independent Kinetic Sunyaev-Zeldovich effect. The theory gives only upper bounds: the kSZ
is believed to be D, <7K(23MB at £ = 3000. We use the template from M.Douspis and N.Aghanim
(Fig. 5.19), and we rescale it with a parameter Agsz

CSZ = gy (CBRSZ 4 CPO7), (5.24)

where:

. C?KSZ is the homogeneous kSZ, arising when the reionisation is complete. It is taken from Shaw

et al. (2012);

. C?KSZ is the contribution from the patchy (or inhomogeneous) reionisation that arises before

the reionisation is complete from the proper motion of ionised bubbles around emitting sources
(Aghanim et al. 1996). The power spectrum is taken from Battaglia et al. (2013).

The P1lik likelihood considers only the homogeneous part. As for the tSZ, Planck alone can only put
loose constraints on this effect so the difference does not impact parameter estimation.
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5.7 The likelihood function
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Figure 5.19: The frequency independent kSZ template from the Planck Consistency Working Group.

5.6.6 tSZ-CIB correlation

The halo model can naturally account for the correlation between two different source populations, each
tracing the underlying dark matter but having different dependence on host halo properties (Addison
et al. 2012). An angular power spectrum can thus be extracted for the correlation between unresolved
clusters contributing to the tSZ effect, and the dusty sources that make up the CIB. While this latter has
a peak in redshift distribution between z ~ 1 and z =~ 2, and is produced by galaxies in dark matter halos
of 10'-10'3 My, the tSZ is mainly produced by local (z < 1) and massive dark matter halos (above 10'*
Mpg). This implies that the CIB and tSZ distributions present a very small overlap for the angular scales
probed by Planck, and it is thus hard to detect (Planck Collaboration. XXIX. 2015). There are, however,
constraints provided by the ground based CMB experiments ACT and SPT. The ACT collaboration set
upper limits on the tSZ-CIB cross correlation p < 0.2 (at 95% C.L) (Dunkley et al. 2013) and the SPT
collaboration reported 0.1 13i8:8§¥ (68% C.L) (George et al. 2014); a zero correlation is disfavoured at
99% confidence level.

We use the template from P.Serra (Fig. 5.20). The tSZ power spectrum template is based on Efs-
tathiou & Migliaccio (2012), while for the CIB is used the template described in sec.5.6.3. The power
spectra template are available in Jy?>sr~! units with the convention vI(v) =cst. To convert them in ,uK%MB
units we use again the values of Table 5.5.

We rescale with a single parameter Aiszxcis

XiX;, tSZxCIB XiX;, temp -1
¢, = AwszxcisC," " (cicy) (5.25)

5.7 The likelihood function

Now that maps, {-ranges, masks and residual foreground models have been described, we write down
the likelihood function used in the analysis. First, we reduce the 15 cross-power spectra into 6 frequency
cross-power spectra (100 x 100, 100 x 143, 100 x 217, 143 x 143, 143 x 217 and 217 x 217) in TT, EE,
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Figure 5.20: The tSZxCIB power spectra templates from the Planck Consistency Working Group.

and TE and compress the covariance matrix accordingly. The HiLLiPOP likelihood then reads

X;Y;
J
Emax

4 4
XY,

max

t; ! ’ - ’
model Xy, [ XXV Xy,
—2InLCph = Y Y R, %, R, . (5.26)
XY i<j _gx,-y_,
XY <y " “min
XY,
f,zgmlin
XiX; _ AXiX; model,X;X; . . AN
R, =C" = Aplanckcic;C, "/ denotes the residual of the estimated cross power spectra (C) with

respect to the model (C E“Odel) defined in Eq. 5.16, 5.17 and 5.18. These models come with a multiplication
factor Apjanck describing the error on the absolute calibration. It is allowed to vary around 1 with a
Gaussian prior of 2.5%¢ (Table 5.7). We use also 5 coefficients c; for the relative calibration of each
map with respect to the 143A map. More on calibration parameters can be found in sec. 5.8.5. The
full covariance matrix X, is described in sec. 5.5. The frequency band (100, 143 and 217 GHz) is given
by the i, j indices and the CMB modes (T, E) by X, Y. The multipole ranges [{min,{max] are chosen
differently for each power spectrum to limit contaminations. Given the number of degree of freedom n,,
we expect the y? to be approximately Gaussian distributed with a mean of 7, and a dispersion 2n,
where ny = €pax — fmin + 1.

The model is a function of the 6 or more cosmological parameters (ACDM and possible extensions),
and the nuisance parameters: C;n‘)del(ﬂ, v). As listed in Table 5.7, there are 6 instrumental parameters
describing calibration, and a scaling parameters for each foreground modelling described in sec.5.6. Note
that these latter includes different parameters for the different CMB modes considered. In polarisation
there is only the corresponding Aqys: to be considered, while in temperature there are the 6 free Poisson
amplitudes (one for each of the 6 compressed cross-spectra) plus the 4 scaling parameters for the SZ and
CIB sector, plus the dust parameter. At the end, we have a total of 19 free nuisance parameters in the full
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5.8 Robustness tests

name definition prior (if any)
instrumental

co map calibration (100 GHz) 0.000 + 0.002
cl map calibration (100 GHz) 0.000 % 0.002
c3 map calibration (143 GHz) 0.000 = 0.002
c4 map calibration (217 GHz) 0.002 = 0.002
Ccs map calibration (217 GHz) 0.002 + 0.002
Aplanck absolute calibration 1 £0.0025

foreground modelling
A;%OX]OO PS amplitude in TT (100x100 GHz)
Ap ! PS amplitude in TT (100x143 GHz)
AIID%()XZ” PS amplitude in TT (100x217 GHz)
A11>SSX143 PS amplitude in TT (143x143 GHz)
Ap™?!" PS amplitude in TT (143x217 GHz)
A%§7X217 PS amplitude in TT (217x217 GHz)

Asz scaling parameter for the tSZ in TT
Acis scaling parameter for the CIB in TT
Agfst scaling parameter for the dust in TT 1.00 £ 0.20
Aglit scaling parameter for the dust in EE 1.00 = 0.20
Ay scaling parameter for the dust in TE 1.00 + 0.20
Axsz scaling parameter for the kSZ effect

Aszxcis  scaling parameter for cross correlation SZ and CIB

Table 5.7: Nuisance parameters for the HiLLiPOP likelihood

(TT, EE, TE) model. In Table 5.7, we also list the Gaussian prior, that are optionally used in the analysis,
for the calibration and dust scaling factors. Other combinations have been tried during the development
of the likelihood and the consequences of these different choices have been investigated (see sec. 5.8.4
and sec. 5.8.5). On all parameters, large flat prior to avoid non-physical values are always considered.

5.8 Robustness tests

In this section, we describe the tests we have performed in order to establish the robustness of the results
with respect to some of the details of the foreground modelling, the data used, the masks, the multipole-
range, and the implementation of the calibration coefficients.

5.8.1 Consistency between datasets

Although the results in chapter 7 have been obtained using HM data, along the process of validation of
the likelihood, DS and Yr data have been extensively tested. Yr data do not differ substantially from HM
data. The only difference is the inclusion or not of the 5th survey. HM data thus contains more statistics,
but Yr data are more naturally related to the scanning strategy.

In Fig. 5.21 we show the parameters shifts for the temperature-only HiLLiPOP likelihood between the
DS, Yr and HM data. The cosmological parameters do not show important variations with the exception
of 0.60 down shift for n, in the DS configuration. HM and Yr data show a little discrepancy only on the
estimate of 6.
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Note that since calibration parameters are related to different maps, a dispersion is perfectly normal.
The most visible shift are, however, in the values for the Poisson amplitude involving the 100 GHz
channel, resulting in a lower value for the tSZ effect. Poisson amplitude are discussed further in sec.5.8.4.

The DS cross-spectra likelihood has higher signal to noise with respect to the HM likelihood, but low
level uncorrected correlated noise and residual 4-k line systematics has driven the Planck collaboration
to prefer the latter (Planck Collaboration. XIII. 2015). The cosmology is really little influenced by this
choice but the final results presented in this thesis have been obtained using the HM likelihood.
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Figure 5.21: Posterior distribution for the temperature only HiLLiPOP likelihood (in combination with
LowTEB) using DS data (green) or Yr data (yellow) or HM data (red).

5.8.2 Masks choice

In sec. 5.3 the masks used in the analysis have been presented. They are frequency dependent combina-
tion of Galactic, point source, CO and nearby galaxy masks. The M72, M62 and M48 masks associated
to the 100 GHz, 143 GHz and 217 GHz channels, respectively, are described in Table 5.2. We refer to
this set of masks as the MaskSuperExt.

Along the analysis we tried different masks. For the Galactic emission, for example, we have extensively
used a more conservative set, M65, M55 and M40 that we will refer to as MaskExt. Also, the CO masks
have been changed during the analysis, choosing, for the final analysis, a more conservative one. For HM
data, the different value of sznm obtained with the different combination of mask are listed in Table 5.8.
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5.8 Robustness tests

The shift induced on the cosmological parameters are shown in Fig.5.22. Results are quite stable to the
different masks. The SZ source masks, created using a Compton parameter ¥ map (Planck Collaboration
XXI 2014), have not be retained in the final masks since the SZ emission is sub-dominant, and, as for
the PCCS masks, the analytical approximations in the covariance matrix computation are less accurate.

mask name szmn sznin/ ne Axv?/\2n¢
MaskExt 9979.18 1.00 3.06
MaskExt (Conservative CO) 9990.67 1.05 3.14
MaskSuperExt (Conservative CO) 9949.69 1.04 2.85
MaskSuperExt (Conservative CO, SZ mask) 11622.6 1.22 14.95

Table 5.8: Values for the sznin’ /\(fnm/ng and Ay?/ V2ng (with 1y = fax — Cmin + 1=9556) using the HM
TT HiLLiPOP likelihood (with LowTEB at low-¢) with different masks. If not specified the
CO masks are the ones smoothed at 120 arcmin (sec.5.3). Conservative CO masks are instead
smoothed at 30 arcmin, leaving more structures at high latitude. The impact of the SZ mask
is important since the /\/Iznin values dramatically increases. Hence, this mask is not used in our
analysis.

5.8.3 Extended (-range

Dependence of the cosmological parameters on multipole-range is a complicate subject. In this section
we extend the ¢-range as detailed in Table 5.9 and check that there are no major changes. We do this for
both DS and YT, considering the case of temperature alone.

Cross-spectrum baseline range extended range
100 GHz x 100 GHz [50,1200] [50,1500]
100 GHz x 143 GHz [50,1500] [50,1700]
100 GHz x 217 GHz  [500,1500] [50,1700]
143 GHz x 143 GHz [50,2000] [50,2000]
[
[

143 GHz x 217 GHz [500,2500] 50,2500]
217 GHz x 217 GHz [500,2500] 50,2500]

Table 5.9: Details of the extended ¢-range. The ¢, is lowered for the cross-spectra involving the
217 GHz. {1 is slightly shifted to higher values for the 100 GHz.

Lowering iy the cross-spectra involving the 217 GHz, and rising £« for the 100 GHz, we expect to
have better constraints on the foregrounds. In Fig. 5.23 we see that this is indeed the case. The error bars
for the dust and the CIB are tighter by more than a factor two. At 100 GHz, where the dust and the CIB
have minor contributions, the extended ¢-range allows a (weak) detection of the tSZ signal. This lowers
the values of the Poisson amplitudes involving this frequency, now more in agreement with the external
astrophysical results. The consistency of the Poisson amplitudes with their astrophysical determination
is discussed further in sec.5.8.4. Also the up shift of CIB is compensated by a lower value for the Poisson
amplitudes at 217 GHz. The cosmological parameters are not much sensitive to this extended ¢-range.
This is reassuring for the robustness of the foreground modelling. In any case, since especially lowering
{min We are extending the residual dust model to regions where its validity is not assured, we keep using
the conservative ¢-range of Table 5.3 for the results of chapter 7.
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Figure 5.22: Posterior distributions for the six ACDM parameters obtained sampling the HM TT
HiLLiPOP likelihood constructed using different masks. Note that changing the Galactic
masks causes only little shifts in cosmological parameters and that the different CO masks
have almost no impact. Adding the SZ mask has only a little impact on 6, but worsens

considerably the anm (Table 5.8). This mask is not used in our analysis.
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Figure 5.23: Posterior distributions from the TT HiLLiPOP likelihood (in combination with a 7 prior
0.07+0.02 to mimic the low-£). In blue are shown DS and in red Yr data. Solid line
correspond to normal ranges and dashed to the extended one described in Table 5.9.

5.8.4 Foreground modelling

We check here the consistency of the foreground models used in our analysis. We recall that we adjust
each foreground component to the data using a single rescaling amplitude, that should be found compat-
ible with one. The only exception are the residual point sources, for which an absolute amplitude is left
free for each cross-spectra. These are discussed at the end of this section.

In temperature the dust amplitude is recovered almost perfectly (Aguit =0.99 £ 0.11) while the Acip
estimation lies 1.7 o away (0.60 + 0.24). Using the full (TT, EE, TE) likelihood, the dust TT remains
perfectly compatible with one and the shift in the CIB amplitude is reduced to 0.5 o (0.89 + 0.21). The
polarized dust amplitudes (A} and A%E ) are compatible within about 2 o with one: ATE = 0.69+0.14
and Agfst = 1.28 + 0.13. Using Planck only data, we are not very sensitive to SZ components. In any
case, the marginalized posteriors on Az, Axsz and Aiszxcip are compatible with the expectations.

Compatibility with A = 1 for the foreground scaling parameters is a good test for the consistency
of the internal Planck templates. We also test the stability of the cosmological results with respect to
the use of priors on these scaling parameters, by considering a set of Gaussian priors, A = 1 + 0.2. The
/\/rznin values remain unchanged with almost no shift in cosmological parameters (Fig. 5.24). For the final
results presented in this thesis, we have decided to use priors on the dust parameters as described in

Table 5.7.

The expected amplitude of the Poisson amplitudes can be computed from any theoretical model that
makes a prediction for the multi-frequency differential number counts dN/dS . In Planck Collaboration
A13 (2015) is presented an accurate way for computing, for each cross-frequency, the expected ampli-
tude, taking into account also the details of the construction for the point source masks, such as the fact
that the flux cut varies across the sky or the “incompleteness” of the catalogue from which the mask are

137



5. THE HILLIPOP HIGH-¢ LIKELIHOOD

built at each frequency. We show here only the comparison between the estimations obtained using the
model of Tucci et al. (2011) for radio sources and our fitted values. In Table 5.10, results are reported
in Dy at £ = 3000 in uK?, while often presented as C, values in the posterior distribution plots. The
estimates are presented only for the radio sources. Note that, while at 100 GHz the contribution from
dusty galaxies is negligible, at 217 GHz it provides about five times more power than the radio sources.
Hence, the disagreement at 217x217 is only apparent since the reported number takes into account only
radio sources. For the other cross frequencies, we find good agreement between the priors from source
counts and the posteriors from chains, with the exception of the 100 GHz where the prediction is lower
than the measured value by around 6 o-. This could be a sign of foreground modelling error or residual
systematic in the data and was not present in the 2013 analysis. We note again that increasing {m,x at
100 GHz (sec.5.8.3) reduces the tension. In any case, we do not expect this discrepancy to affect pa-
rameters as very little cosmological information comes from the range in multipoles at 100 GHz which
constrains the Poisson amplitude (Planck Collaboration A13 2015).

The preference for a higher value for the Poisson amplitude is clearly not only a chance adjustment
in the foreground sectors. If we put a Gaussian prior compatible with the expected value for the All,%oxmo,
the rest of the nuisance parameters and the cosmology find solutions strongly incompatible with their
expected values. Up to now, we have found no way to reconcile our Ag,%ox}oo value with the predictions,
and that also the P1ik likelihood shows a similar tension.

As a further consistency test, we check the impact of cosmology on the foregrounds. In Fig. 5.25
we show the changes of the posterior distributions in the case of fixed cosmology. The nuisance and the
cosmological parameters are not much correlated, the posteriors are almost identical but, as expected,
slightly tighter. We postpone a more detailed discussion on the likelihood parameter correlation matrix
to chapter 7.

100 GHz x 100 GHz 143 GHz x 143 GHz 143 GHz x 217 GHz 217 GHz x 217 GHz

Radio 141 47 18 12
Dusty ~0 - - ~Radio X 5
HiLLiPOP 372438 58+21 53+24 105+18

Table 5.10: Estimation of the radio source Poisson amplitudes, given the Consistency point source
masks (PSCG) used in this thesis and the model from Tucci et al. (2011). Entries are re-
ported in Dy at £ = 3000 in uK?. Rough estimations for dusty galaxies are also reported.
The sum of the two is compared to the HiLLiPOP value obtained using TT only and a 7 prior
0.07+0.02.

5.8.5 Effect of calibrations

In this section we discuss the impact of the calibration parameters on the results. We remind that we use
6 maps that we identify as 100A, 100B, 143A, 143B, 217A, 217B. Depending on which data we want to
use, these maps can be obtained from HM, Yr or DS combinations.

In the likelihood function, a parameter c; is associated to each of this map such as ¢p = 1004,¢; =
100B,cy = 143A,¢c3 = 143B,cq4 = 217A,c5 = 217B. To break the degeneracy with the absolute ampli-
tude we fix co = 143A = 1, so we have 5 relative calibration parameters.

The way calibrations enter in the model is the following

Cf\,};()dé‘l,X,‘Yj o« Acic) [CSMB,XY + Z Afng;g], 5.27)
fg
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Figure 5.24: Posterior distribution for the TT HiLLiPOP likelihood considering Gaussian priors A =
1 + 0.2 on the foreground modelling parameters Asz, Acis, and Aqus (in black) or just flat
large priors (in yellow). Results validate the foreground modelling with almost no shift on
cosmological parameters.

with X, Y € {T, E}. Strong priors, validated during the mapmaking process (Planck Collaboration. VIII
2015), are used on these parameters: a Gaussian prior 1 + 2 x 1073 for ¢y, ¢ and c3 and a Gaussian prior
1.002 + 2 x 1073 for ¢4 and ¢5. Note that the calibration priors on the 217 GHz maps is shifted up by
2%o. The parameter Apjanck 1S the absolute calibration (sec. 5.7), and allows to propagate the calibration
errors at the cross-spectra level and thus to the amplitude of the primordial power spectrum A;. We use
the same calibration factors for temperature and polarisation.

In Fig.5.26 the posterior distributions for the calibration parameters are shown. Even when strong
Gaussian priors are used, there are ~ o level disagreements in the results. However, the estimation of
cosmological parameters is not affected neither in the temperature alone case, nor for the full likelihood
where the presence of polarisation could have had play a role (Fig.5.27). We have not found any in-
strumental reason for the calibration factor to vary between temperature and polarisation. We identify
that the bad sznin value of the full likelihood configuration (9.7 o) is probably due to this disagreement
between calibrations. For the polarisation alone cases, the situation is more dramatic. The values of the
cosmological parameter changes if the priors on calibrations are released as shown in Fig. 5.28.

As a possible solution we tried to take into account the difference between T and E calibration,
adding, for the polarisation case, new parameters through the redefinition ¢ — c(1 +€). Clearly, the cases
that are interesting to test are TE or the full likelihood. The calibrations in temperature are kept fixed
and the es are left free in the analysis. Unfortunately this does not cure the bad Xﬁnn for the full likelihood.

During these tests we noticed that the determination of the calibration coefficients through Eq. 5.27

suffers from highly non linear degeneracies and that a linearisation around 1 yields to more stable results.
We thus redefine ¢; as 1 + ¢;, where now the calibration parameters are centred on zero. The priors are
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Figure 5.25: Posterior distribution for the foreground parameters of the TT HiLLiPOP likelihood (red)
compared to the posteriors obtained fixing the cosmological parameters to their best fit
(blue).
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Figure 5.26: Posterior distribution for the 5 calibration parameters. Even in presence of strong priors
there is a dispersion of values for the different modes.

shifted accordingly.
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Figure 5.27: Posterior distributions for the full (TT+EE+TE) HiLLiPOP likelihood in case of strong
Gaussian priors on calibration parameters (red) or letting the calibration free (blue).
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Figure 5.28: Posterior distributions for the EE HiLLiPOP likelihood in case of strong Gaussian priors
on calibration parameters (red) or letting the calibration free (blue).
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5.9 Comparison of likelihoods

The HiLLiPOP likelihood is one of the high-¢ likelihood developed by the Planck Collaboration, along
with P1ik, CamSpec and Mspec. These codes have been used to perform data consistency checks, to
test various analysis choices, and as a cross-check on the correctness of each code by comparing results
among them. In this section we discuss their inter-comparison. In general, good agreement between the
codes is found, with only minor differences in cosmological parameters. The P1ik, CamSpec, and Mspec
codes are, like HILLiPOP, based on pseudo-C, estimators and an analytic computation of the covariance
(Efstathiou 2004, 2006), with some differences in the approximations used. All of the codes use similar
Galactic masks, but differ in point source masking as discussed in sec.5.5.3. The codes additionally differ
in foreground modelling, data combinations used, and {-ranges. The comparison shown here uses HM
maps.

Figure 5.29 shows a comparison of the power spectra and error bars from each code. In temperature,

we note that the HILLiPOP spectra are globally lower than the other ones. This difference does not,
however, lead to very large differences in cosmological parameters, but for a lower value for A. This is
discussed further in chapter 7.
Note also an excess of power attributed to the CMB by P1ik and CamSpec at high-¢ at 100 GHz with
respect to HILLiPOP. Less power to the CMB means higher value for the foregrounds, hence higher
Poisson power. This is consistent with the fact that the tension with astrophysical estimations of the
Poisson amplitude (sec. 5.8.4), is slightly higher in HILLiPOP with respect to the P1ik likelihood (Planck
Collaboration A13 2015). There is also a dip near £ = 1400 at 217 x 217 in temperature. The dip is
reduced by about 1 o for Mspec. Since this latter has a different dust cleaning procedure, the dip can be
partially sourced by a chance CMB-galaxy correlation. However, this dip does not substantially affect
the final results as it has been shown varying €.« in Planck Collaboration A13 (2015).

For TE and EE, the figure shows spectra which have been averaged across frequencies using mini-
mum variance weights as calculated based on each codes’ covariance matrix. Even with the present not
complete level of understanding of systematics, the agreement between spectra is good.

In Fig. 5.30 is shown a ratio between the error bars from each code to the ones from the baseline
Plik. The bins width is A¢=100, and thus, results are sensitive to the correlation structure of each code
covariance matrix up to 100 multipoles into the off-diagonal. For all codes and for temperature and
polarization, the correlation between multipoles separated by more than A¢ = 100 is less than 3 %, thus
Fig. 5.30 contains the majority of the relevant information about each code covariance.

The error bars for TT at 143x217 from our HiLLiPOP likelihood are tighter than the other codes.
This is because we consider four 143 x 217 spectra, unlike the other likelihood that have only two spectra
since they give zero weight to the cross where both the 143 and 217 GHz maps come from the same
half-mission.

For TE and EE, after £ = 1000 we see the HiILLiPOP estimation of error bars diverging slowly from
the CamSpec value and a sudden jump after £ = 1750. The reason for this discrepancy is in our {-range
(Table 5.3). Progressively less spectra are kept until, after £ = 1750, there is only the 217x217 left. This
is not the case for CamSpec which set the same {4« for all the cross-spectra.

The differences in ACDM parameters from TT are shown in Table. ??. Generally, parameters agree
to within a fraction of a o. In particular, this shows the stability of the results with respect to Galactic
cleaning procedure, since HiLLiPOP and P1lik use different procedures with respect to Mspec. Addi-
tionally, point source masking, which is handled differently by HiLLiPOP and P1ik (sec.5.8.4), does not
lead to large shifts either.

The largest difference between HiLLiPOP and Plik is the lower value of A,e~%", which is coherent
with the global lower value of the spectra. Also note the bigger error bars in n that can be related to the
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5.9 Comparison of likelihoods

difference in foreground modelling, since 7, is the parameter more sensitive to the foregrounds.

These two parameter are also different between P1ik and CamSpec. There is a difference in n;, which
is higher by about 0.45 o for CamSpec, with a related downward shift of Age27. About half of this shift
on n; is likely due to the difference in the dust template used at relatively high-Z, i.e. in the regime where
it is the hardest to determine the template accurately since the dust contribution is only a small fraction of
the CIB + point source contributions . An additional 0.16 o difference can be attributed to the inclusion
in P1ik of the first 500 multipoles at 143 x 217 and 217 X217, which are excised in CamSpec. This 0.3 o
difference is believed to be illustrative of the systematic error on n, associated with the uncertainties in
the modelling of foregrounds, the largest systematic uncertainty in TT (Planck Collaboration A13 2015).
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Figure 5.29: A comparison of power spectra residuals from different high-¢ likelihood codes. A best-fit
Galactic and extra-galactic foreground model, estimated individually by each code from a
ACDM+r-prior run, has been subtracted. A best-fit calibration factor has also been divided
out of this best-fit model (as opposed to being multiplied into each spectrum). These plots
thus show how much power (up to a calibration) each code attributes to the CMB, and
power spectrum differences driving small cosmological parameter shifts between the codes
are visible here. For easier visual comparison, a best-fit CMB model has been subtracted
in each of the panels above, which here is the best-fit from P1ik. The above power spectra
are binned in bins of width A¢ = 100, the y-scale changes at £ = 500 for TT and ¢ = 1000
for EE, as marked with vertical dashes (Planck Collaboration A13 2015).
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Figure 5.30: A comparison of error bars from the different high-¢ likelihood codes. The error bars are
given as a ratio to the P1ik error bars and are for bins of width A¢ = 100. Only regions
which are within the ¢ range of both P1ik and the code being compared are shown (Planck
Collaboration A13 2015).
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5.10 Power spectra and residuals

Parameter Plik CamSpec HiLLiPOP Mspec XFaster (SMICA)
Qn 0.02219 £ 0.00023  0.02224 + 0.00023  0.02218 £ 0.00023  0.02218 + 0.00024  0.02184 + 0.00024
QRr ... 0.1208 +0.0022  0.1201 =+0.0023 0.1201 +0.0022  0.1204 =+0.0024 0.1202 +0.0023
1006y« .. ... .. 1.0408 +0.00048 1.0407 +0.00048 1.0407 +0.00046 1.0409 +0.00050 1.041 =+0.0005

............. 0.084 +0.018 0.087 +0.018 0.075 +0.019 0.075 +0.018 0.069 +0.019
0Ae™ ... .. 1.885 +0.014 1.877 +0.014 1.870 +0.011 1.878 +0.012 1.866 +0.015
Mg oo 0.962 +0.0063 0.965 +0.0066 0961 +0.0072 0959 +0.0072 0960 =+0.0071

Each column gives the results for various high-¢ TT likelihoods at £ > 50 when combined with a prior of 7 = 0.07 + 0.02. Note
that the SMICA parameters were obtained for £,,,, = 2000.

Table 5.11: A comparison between the parameters of different high-£ codes (Planck Collaboration A13
2015).

5.10 Power spectra and residuals

In this section are presented the HM HiLLiPOP power spectra and residuals with respect to the ACDM
best-fit model (chapter 7).

For each cross-spectrum, foreground and nuisance parameters can be fixed to their best-fit values and
CMB only power spectra can be derived subtracting the foregrounds. Results are shown in Fig. 5.31 for
TT together with the residuals with respect to the best fit values. The points are binned with A, = 31,
and shown with their associated 1o error bars. Note these errors are underestimated in the plots since we
are neglecting £-by-¢ correlations.

For TT, as mentioned in (Planck Collaboration A13 2015), the 2013 deficit at £ ~1800 due to im-
perfect removal of the 4K cooler line (chapter 3) is reduced as for the P1ik likelihood. We also report a
few ~ o deviation at £=1450, and a deficit roughly in correspondence of the second and the third peak.
Globally the temperature spectra are in very good agreement with the the ACDM best fit model.

Results for polarisation are shown in Fig. 5.32 for EE, and in Fig. 5.33 for TE. The inter frequency
residuals with respect to the best fit model TT shows some deviation at a few uK 2 level (in ADy) that are
averaged out in the co-added spectra of Fig. 5.2. These residual systematics can be due, for example, to
temperature to polarisation leakage (Planck Collaboration A13 2015). However, in chapter 7 we will see
that temperature and polarisation give compatible cosmology. Polarisation is thus used in this thesis.

In Table 5.12, the reduced y? are calculated, for each cross-frequency residual plot, and for each
mode, with respect to full the TT+EE+TE best fit model. In this case, the £-by-£ correlations from the
associated band covariance matrix are taken into account.

We show the level of foregrounds, after CMB subtraction, in Fig. 5.34 and Fig. 5.35. The level
of each foreground contribution, fixed to the best fit value for the scaling parameter and the power
spectrum shape described in sec. 5.6, are overplotted to the CMB-subtracted data. In polarisation, only
the polarised dust emission is considered.

Conclusions

In this chapter we have presented the HiLLiPOP high-¢ likelihood, a cross-spectra based Gaussian likeli-
hood including both the Planck temperature and polarisation data. We have described the maps used and
the frequency dependent masks for the Galactic, the CO-lines and the point source emissions. We have
explained the computation of the covariance matrix, its validation at a few % precision through Monte
Carlo simulations, and the role of the masks on its accuracy, leading to the conclusion that a proper cirrus
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X°/Ngot 100x100 100x143 100x217 143x143 143x217 217x217

TT 0.98 0.92 0.87 1.16 1.04 1.15
EE 1.05 1.75 1.90 1.67 1.24 0.87
TE 1.10 1.24 1.26 0.84 1.02 1.51

Table 5.12: Reduced-y? with respect to the TT+EE+TE best fit model for the cross-frequency spectra,
calculated for the binned points (A = 31) and their 1o~ errors computed from the associated
band covariance matrix, in the multipole range considered for the HiLLiPOP likelihood
(Table 5.3).

treatment is needed. We have also described the foreground residuals template used in both temperature
and polarisation.

Assuming the ACDM model, we have then presented the test performed to check the consistency
between different datasets, the robustness to the mask choice and the ¢-range, the validity of the residual
foreground models or the impact of the calibration parameters. These latter reveal that there are still some
untreated systematic effects in polarisation, but we will see that the impact for cosmological parameter
estimation is negligible.

The HiLLiPOP results have then been compared to the other high-¢ likelihood ones, showing good
agreement for both spectra, error bars, and cosmological parameters. In the last section, the foreground
subtracted cross power spectra and residuals are presented for TT, EE and TE, along with the reduced y?
with respect to the TT+EE+TE best fit, and the CMB subtracted foreground residuals. All show good
agreement between the data and the model.

Before going to the results of chapters 7 and 8, we dedicate the next chapter to a brief description
of the Planck low-¢ likelihoods, the CMB lensing, the ACT and SPT small scales data, and the BAO
and Supernovae distance measurements. These datasets will complement the HiLLiPOP likelihood and
reduce the CMB intrinsic degeneracy, allowing to better constrain the cosmological parameters.
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5.10 Power spectra and residuals
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Figure 5.31: Foregrounds-subtracted TT cross-power spectra and residuals. For each cross-frequency,
the top panel gives the best-fit CMB model (green curve) derived from a fit of the temper-
ature data along with the estimated TT cross-power spectrum (gray points). The red points
show averages in bands of width A = 31 together with 1o errors. The orange dotted ver-
tical lines delimit the the considered multipole range (Table 5.3). The bottom panel shows
the residuals with respect to the best fit model.
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Figure 5.32: Same as Fig. 5.31, but for EE.
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Figure 5.33: Same as Fig. 5.31, but for TE.
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5.10 Power spectra and residuals

30

20

EE — 217x217

Dust

30

20

TEET -

217x217

Dust

[1K?]
o
T
L
(k3]
=)
T
e
— o
e
=t
|

CcMB
t
_e—¥
—
CcMB
t
——.

Dy
|

o
T
I
Dy~
|

o
T

N

*30.‘..J.‘..J.“\I.\‘\I.\‘.J.\..I.E —30b 1
0 500 1000 1500 2000 2500 3000 0 500 1000 1500 2000 2500 3000
Multipole, ¢ Multipole, ¢

Figure 5.35: Polarization foreground residuals for the 217x217 cross-frequency. The best fit level of the
polarised dust contribution is also plotted.

151






Chapter 6

Complementary datasets

In chapter 5 we have described in details the HiLLiPOP likelihood, a cross-spectra based approach at
intermediate and high multipoles (50 < ¢ < 2500), for both Planck temperature and polarisation data.
With the aim of obtaining the best constraints on cosmological parameters, in chapter 7 and 8 we combine
this likelihood with the complementary data presented here.

In sec. 6.1 we describe the Planck large scale information in temperature and polarisation that are
fundamental to break the 7-A degeneracy. In sec. 6.2 we present the Planck lensing likelihood based on
the power spectrum of the matter deflection field estimated from the 4-point correlation function. Planck
data can also be combined with the small scale structure data from the CMB ground based experiment
ACT and SPT. These are described in sec. 6.3. Although CMB alone has strong constraining power,
the combination with late time distance measurements is a powerful lever arm to break the CMB degen-
eracies. In particular, we add Baryon Acoustic Oscillations (sec. 6.4) and Supernova la data (sec. 6.5).
The combination with the complementary datasets described in this chapter improves cosmological con-
straints on the ACDM model, but are also fundamental to constrain neutrino extensions as is shown in
chapter 8.

6.1 The Low-¢ likelihood

The official Planck results are obtained combining the high-£ information with a joint pixel-based like-
lihood including both temperature and polarization for multipoles £ < 29, dubbed LowTEB (sec. 6.1.1).
For temperature, the formalism uses the cleaned Commander (Eriksen et al. 2004, 2008) maps, while for
polarization the 70 GHz LFI maps are used, cleaned using the 30 GHz as a tracer for the synchrotron
emission and the 353 GHz maps for dust emission. The pixel based approach computes an exact CMB
likelihood function in pixel space, £ = P(d|Cy), withd = M(p) = Xz demYem(Pp). Indeed, since the
CMB anisotropies and noise are compatible with a Gaussian distribution with random phases (sec. 1.3.1),
the agy,, coefficient follow a multi-variate Gaussian distribution. The likelihood function, written in pixel
space or, equivalently, in terms of the ag, coefficients, is Gaussian and therefore can be computed exactly
(e.g. Gorski et al. (1994)). In chapter 7 and 8 the main results of the HiLLiPOP likelihood are obtained
in combination with the LowTEB likelihood.

As a further test we also make use of the lollipop likelihood that extends the cross-spectra approach
presented in chapter 5 to large angular scales (sec. 6.1.2). It is based on a modification of the Hamimeche-
Lewis likelihood (Hamimeche & Lewis 2008) that has been proposed recently in Mangilli et al. (2015).
Used on Planck HFI data, it allows a very precise constraint on 7 that is interesting to combine with the
high-£ HiLLiPOP likelihood, and we will use it to test the robustness of our results to the low-¢ spectrum
part.
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6. COMPLEMENTARY DATASETS

6.1.1 Pixel based approach: LowTEB

The low-¢ pixel based likelihood LowTEB contains both temperature and polarisation. The general for-
malism has been described for instance by Tegmark & de Oliveira-Costa (2001), Page et al. (2007), and
in Planck Collaboration XV (2014).

In order to use low multipoles the likelihood adopts a HEALpix resolution of Ngjge = 16 which has
3072 pixels per map; this accommodates multipoles up to {max =~ 3Ngge = 46, and, considering separate
maps of 7', Q, and U, corresponds to a maximum of Nyix = 3 X 3072 = 9216 pixels. As described
in Planck Collaboration A13 (2015), after component separation, the data are modelled as a sum of the
cosmological CMB signal and instrumental noise, 77t = § + 7. The signal §is assumed to have auto- and
Cross-power spectra Cff Y (with XY = {TT,EE, BB, TE}) and, in analogy with Eq. 1.82, a pixel-space
covariance matrix

[max

NEEDIPN 728 (6.1)

=2 XY

Here PifY is a beam-weighted sum over the corresponding Legendre polynomials. For temperature, the
explicit expression is
20+ 1

PITy ;= e

B; Pe(i; - ;). (6.2)
where 71; is a unit vector pointing towards pixel i, B is the product of the Legendre transformed instru-
mental beam and the HEALpix pixel window, and P, is the Legendre polynomial of order £'.

The instrumental noise is also assumed to be Gaussian distributed. Its covariance matrix N depends
on the Planck detector sensitivity and the scanning strategy (chapter 3). The full data covariance is
M =S + N and the likelihood reads

L(Cy) = exp (—LﬁT M—lﬁ’z) (6.3)

1
27M]|1/2 2
As mentioned in chapter 5, the inversion of the matrix and the computation of the determinant are com-
. . 3 . .
putationally costly since they scales as O(Npix). Hence, this direct approach can only be used at large
angular scales, where the number of pixels is low.

Temperature

For temperature, as in 2013 (Planck Collaboration XV 2014), the Commander likelihood is used (Planck
Collaboration. X. 2015). It is a component separation method that assumes an explicit parametrisation
for the CMB and for the foreground models. These latter have been introduced in chapter 3.

A CMB map at an angular resolution of 1 ° FWHM (Fig 6.1(a)) is obtained combining, in the spher-
ical harmonic domain, solutions from different combination of input channels at multiple resolutions.
Commander employs detector and detector set maps rather then full frequency maps, excluding specific
maps if there are significant systematic errors, but adding 9-year WMAP temperature sky maps (Bennett
et al. 2013) and 408 MHz survey map (that carries information on synchrotron emission) (Haslam et al.
1981, 1982).

In Fig 6.1(b) are compared the 2013 and 2015 marginal posteriors low-{ power spectrum derived
using a Blackwell-Rao estimator (Chu et al. 2005).
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Figure 6.1: (a) Commander CMB maps obtained combining Planck data with the 9-year WMAP and
the 408 MHz Haslam et al. observations. The mask for temperature covers the 7% of the
sky and its contours is showed in gray. The masked area has been filled with a constrained
Gaussian realisation. (Planck Collaboration. X. 2015). (b) Planck 2013 (blue) and Planck
2015 (red) posteriors low-¢£ power spectrum derived using the Commander algorithm. The
9-year WMAP temperature spectrum is also shown for comparison in light gray points. The
dashed lines show the best-fit ACDM obtained combining low- and high-¢ data. Both figures
are taken from Planck Collaboration A13 (2015).

Polarisation

In polarisation, the 70 GHz channel of the LFI instrument is used. The Surveys 2 and 4 have been
conservatively removed since they did not pass some consistency tests (Planck Collaboration A13 2015).
The Planck Q and U 70 GHz maps are cleaned using 30 GHz maps to generate a template for low-
frequency foreground contamination, and 353 GHz maps to generate a template for polarized dust emis-
sion. The final cleaned Q and U maps, shown in Fig. 6.2, retain a fraction fyy, = 0.46 of the sky.
The template-fitting procedure starts defying m = [Q, U] as

1

T-o_3 (70 — armizg — Priiss3) (6.4)

m=
where 779, M3, and iss3 are band-pass-corrected versions of the 70, 30, and 353 GHz maps (Planck
Collaboration III 2015; Planck Collaboration VII 2015), whereas @ and g are the scaling coefficients for
synchrotron and dust emission, respectively. The latter are estimated minimising the quantity

X' = -a-p)m Cgly, (6.5)

where
Csin = (1 —a = B2 Ty = (1 —a — B)*S(C¢) + Nyg . (6.6)

Here N7q is the pure polarization part of the 70 GHz noise covariance. The C,; power spectrum is taken
form Planck 2015 best fit.

The best fit values obtained in the minimisation of Eq. 6.5 (using fiy46 %), correspond to spectral
indices (with 2 o~ errors) ngynch = —3.39 +0.40 and ngqus = 1.50+0.16, for synchrotron and dust emission
respectively.

'For corresponding polarization components, see, e.g. Tegmark & de Oliveira-Costa (2001)
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Figure 6.2: (a)Foreground cleaned, 70 GHz Q (top) and U (bottom) maps used for the low ¢ polarization
part of the likelihood. Each of the maps covers 46 % of the sky (Planck Collaboration A13

2015).

ol TE ) ;

e T} '
gé : -—f--}”ih—f-?,w}~___{_b-__+_ _1 - ..T.. _.i .
L S
% § : Q... 0. __i___ i_ _i _____ {_ - i - _+_ - % - _+_ _l_ e
cefTE : -

L T W ST SRS S G
i O 0 0 0. ”I f
e

2 4 6 ?\Aultipolelzo 12 14 16

Figure 6.3: Polarised QML spectra from foreground cleaned maps. In the figure are also shown the 2013
best fit (dot-dashed), where 7 = 0.089 and the 2015 best fit (dashed), with a lower optical
depth 7 = 0.068. In dotted blue is reported the the 70 GHz noise bias Planck Collaboration
A13 (2015).
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Low-¢ spectra and parameters

From foreground-cleaned Q and U maps and Commander temperature map, the angular power spectra
are derived using a quadratic maximum likelihood (QML) power spectrum estimator (Tegmark 1997;
Tegmark & de Oliveira-Costa 2001). Figure 6.3 presents all five cross-polarisation power spectra (TE,
EE, BB, TB, EB). In the case of EE and TE the Planck 2013 best fit power spectrum model are plotted.
The Planck 2013 estimate for the optical depth = 0.089, had been derived using the low-¢ likelihood
from WMAP-9 polarization maps (Bennett et al. 2013). This value is higher with respect to the one for
the 2015 assumed model, which is 7 = 0.068. The optical depth 7, along with the scalar amplitude
A, is the parameter that has the largest effect at low-{. Indeed, temperature spectra are sensitive to the
combination A,e~7, while their lowest multipoles, that have not been reprocessed by reionisation, are
only sensitive to A (sec. 1.3.6). Polarisation is instead sensitive to the combination A T2 (sec. 1.4.5). To
properly break the 7-A; degeneracy, a combination of temperature and polarisation is needed. In Planck
Collaboration. XIII. (2015), T and A are left free in the analysis while the others parameters are fixed to
their Planck 2015 ACDM best-fit value. The results are shown in Table 6.1. The low-£ only value of 7 is
lower than the previous WMARP estimation.

Parameter ACDM
T 0.067 + 0.023
log[10'°A,]  2.952 + 0.055
Jre 8938
9 0.10
10°4 1927019
Ase™ 1.675*0:082

Table 6.1: Results for the parameters (7, As) that have been sampled in the LowTEB likelihood. Unsam-
pled parameters are fixed to their ACDM 2015 best-fit fiducial values. All errors are 68 %
c.l.(Planck Collaboration A13 2015).

6.1.2 A cross-spectra approach: lollipop

The pixel based approach requires the noise matrix to be reconstructed with extreme accuracy to avoid
spurious bias on parameters reconstruction. This is indeed a difficult task due to the presence of residual
systematics related to the instrument, the scanning strategy or the improper treatment of foregrounds.
Previous studies, (Percival & Brown 2006; Hamimeche & Lewis 2008), developed a CMB analysis
on large angular scales based on the likelihood definition in harmonic space in terms of auto-spectra,
but these methods still need a perfect estimation of the noise and an accurate characterization of the
systematics effects.

On the contrary, working in harmonic space using the cross-spectra method (as in chapter 5), al-
lows to get rid of noise biases and to minimise the residual systematic effects by exploiting the cross-
correlation between different CMB maps. In Mangilli et al. (2015) it is proposed to extend the cross
spectra approach to large scales. The main difficulty with this low-¢{ extension is that the distribution of
the C, estimator is non Gaussian and the central limit theorem can not be invoked. The lollipop likeli-
hood, for the estimation of spectra uses, as HiLLiPOP, the Xpol algorithm (sec. 5.4) based on pseudo-C,
estimator. It is sub-optimal with respect to the QML mentioned in sec. 6.1.1, but £-by-¢ correlations are
taken into account using Monte Carlo simulations. The level of correlation depends on the sky cut and
the dataset considered. In Fig. 6.4(a) is shown the covariance matrix of the low-£ pseudo spectra directly
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Figure 6.4: (a) Correlation matrix for the 100 GHzx143GHz using 50% of the sky. Each block corre-
spond to TT, EE, BB, TE Mangilli et al. (2015). (b) Posterior of the EE cross-spectrum
obtained from the cross-correlation between HFI 100 and 143 GHz maps cleaned from dust
and synchrotron by using the 353GHz and the 30GHz respectively.

derived in Mangilli et al. (2015) from MC simulations, for the Planck 100GHzx143GHz dataset using
Jsky=50%. The correlation are strong and can reach 50%.

In order to model the non-Gaussianity of the C; estimators, the approximation that is proposed, is
based on the modification of the Hamimeche&Lewis likelihood (H&L) (Hamimeche & Lewis 2008),
adapted for the cross-spectra C?XB and at low-£{. The general form of the H&L likelihood is defined for
auto-spectra at intermediate and small scales (£ > 30) as

=2 L(CICH) = ) X1 M o (X (6.7)
o]

The [ijl ler 1s the inverse of the Cp-covariance matrix that allows to quantify the £—¢ and the correlations
of the T, E, B fields, while [X,], is the H&L transformed C vector.
If the single EE field is considered the vector [X, ], reads

EE,fid éEE ’ EE,fid

EE _ , ,

[Xg]g - Cf g lCEE,model} Cé’ ’ (6.8)
¢

where g(x) = V2(x — Inx — 1).

For cross-spectra and at large angular scales, the C’EE is not guaranteed to be positive. Mangilli et al.
(2015) propose to add en effective offset ofE so that the function g(x) is always well defined.

The offset can be derived form simulations, and depends on the shape of the C, at each ¢ but also on
the noise level of the maps and on the masks used. There is, however, only a mild dependence on the
fiducial model assumed.

The covariance matrix [M]. and the offset functions are computed from Monte Carlo simulations
based on the correlated noise estimates derived from the jack-knives and for a given fiducial model.

sim sim

[Mf]ff’ — <((C[€E)AXB _ CEE,ﬁd) ((CEE)AXB _ C?‘,E’ﬁd)>Nsim- (69)

This ensures that the likelihood is unbiased and gives error bars that account for the systematic effects
included in the simulations.
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6.2 The CMB lensing

The lollipop likelihood version used in this thesis makes use of the EE cross-spectrum between HFI
100 and 143 GHz maps. These latter are cleaned using the 353 GHz as a template for the dust emission
and the 30GHz for synchrotron emission. The lollipop likelihood considers a conservative skycut with
fsky=0.5 and a multipole range ¢ = [4, 20].

The likelihood is sampled varying 7 in the range [0.01,0.15] with a step A7 = 0.001 while all other
parameters are fixed to the Planck-2015 best fit values. The degeneracy between A, and 7 is broken by
fixing the amplitude of the first peak of the TT spectrum (directly related to Age™27) at £ = 200. The
results on the optical depth is showed in Fig. 6.4(b) and reads

7=10.063 £0.007 (68%, lollipop). (6.10)

There is a factor ~ 3 improvement in the error-bars with respect to the LowTEB estimate presented
in sec. 6.1.1. The result is promising but not definitive, since there can be residual systematics to be
accounted for, that, properly treated, may reveal an even lower value for the optical depth. The lollipop
likelihood will therefore used in this thesis as a benchmark to assess the dependency of the cosmological
parameters in a limiting case (7 with a very small error).

6.2 The CMB lensing

The Planck collaboration achieved the most significant measurement of the CMB lensing potential at a
level of 400 (Planck Collaboration. XV. 2015). As mentioned in chapter 1, the CMB photons carrie
informations about the late time universe through the gravitational deflection they experience in the path
toward us. This effect is subtle but can be measured statistically with high angular resolution and low-
noise data such as the one from Planck. CMB fluctuations are remapped from i to fi + V¢(fi) where ¢(f)
is the lensing potential, an integrated measurement of the mass distribution back to the last scattering
surface (e.g. Lewis & Challinor (2006a)). It is sensitive to late time parameters that modify the growth
of structures, as the neutrino mass (Smith et al. 2009).

The measurement of C?¢ is based on foreground cleaned SMICA (Appendix A.2) maps combining
all the nine Planck frequencies band. Being mainly a small scale effect, most of the lensing information
comes from the 143 and 217 GHz channels, which have small beams and low noise (see Table 3.1).

The lensing potential is reconstructed using a quadratic estimators that exploits the statistical anisotropy
induced by lensing (Okamoto & Hu 2003). There are five possible estimators (the five combination of T,
E and B neglecting BB) that are combined together to form a mininum-variance estimator MV (Fig 6.5).
The 4-point correlation function of the lensed CMB probes the power spectrum of the lensing potential
since, at leading order, the connected part (trispectrum) is proportional to the latter (Hu 2001). There
are also a disconnected part that, non zero even in absence of lensing, needs to be corrected for, relying
partially on simulations (Planck Collaboration XVII 2014; Planck Collaboration. XV. 2015).

6.2.1 Lensing likelihood and parameter constraints

A likelihood can be constructed directly for the lensing power spectrum (Planck Collaboration. XV.
2015). This Gaussian log-likelihood in bandpowers of the estimate power spectrum is given by

—2logLy = BH(CY - P ™[] B (€O - cpt ™, (6.11)

where i and j index the bins, Bf is the bandpower binning function for the i-th bin, and X the covariance
matrix for the bin estimates.

As discussed in Planck Collaboration. XV. (2015) and Planck Collaboration. XIII. (2015), the pri-
mary parameter dependency of Cf¢ is through Ay and feq, where feq o 1/6q) is the angular multipole
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Figure 6.5: Planck 2015 full mission Cf¢ measurement together with 2013 Planck measurement and
SPT and ACT measurement. In black is shown the fiducial ACDM theory power spectrum.
The figure is taken from (Planck Collaboration. XV. 2015).

corresponding to the horizon size at matter radiation equality. The lensing likelihood alone is able to
constrain a combination of og and Q,,, with a few % precision

Q%% = 0.591 £ 0.021  (68%, lensing). (6.12)

Combining lensing with high-¢ temperature data, a constraint independent of the low-{ polarisation can
be put on the optical depth since lensing partially breaks the A;-t degeneracy

7=0.070 £ 0.024 (68%,Plik + Commander + lensing). (6.13)

This is true also for the lensing information encoded in the CMB temperature power spectrum, meaning
that 7 can be (weakly) constrained using high-¢ data alone (chapter 7). When one tries to put constraints
on non-flat models, the use of CMB temperature power spectrum alone suffers from the geometrical
degeneracy (e.g. Stompor & Efstathiou (1999)), i.e. it provides multiple ways to combine late time
parameters to give the same observed angular diameter distance. Therefore, one needs an information at
another redshift and the addition of lensing allows a measurement of the curvature from CMB alone data

Q = -0.005*00%  (68%,Plik + LowTEB + lensing). (6.14)

In principle, since the Planck power spectra are sensitive to the lensing smoothing of the acoustic peaks,
the geometrical degeneracy is slightly broken also without using the lensing information from the trispec-
trum. There is however a subtle point: the temperature power spectrum prefers a larger lensing smoothing
than expected from ACDM (around 20 level) (Planck Collaboration. XVI. 2014; Planck Collaboration.
XIII. 2015), pushing, for example, the curvature constraints to negative values, and, for what concern
this thesis, neutrino masses to low values. This effect is partially regularised by the addition of the lens-
ing likelihood. However, constraint on neutrino masses have been found to be sensitive to the lensing
multipole range used. The more aggressive 8 < £ < 2048 range, with respect to the official conservative
40 < ¢ < 400 range, shows a mild preference for a non zero neutrino mass, but the multipole range
300 < ¢ < 900 fails some serious consistency tests Planck Collaboration. XV. (2015). The influence of
lensing on the neutrino mass constraints of the HiLLiPOP likelihood is discussed in chapter 8.
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6.3 The very high-¢{ data

Although Planck alone is able to put strong constraints on the cosmological parameters, its sensitivity
on the foregrounds is limited. As discussed in chapter 5, for example, we have not much constraining
power on the SZ effect. In order to tighten the constraints on foregrounds parameters, in chapter 7 and 8,
we add the information from high resolution datasets from the Atacama Cosmology Telescope’ (ACT)
and the South Pole Telescope® (SPT) projects to the Planck CMB likelihood. Those additional data are
called “very high-£” (VHL) throughout this thesis.

Atacama Cosmology Telescope

We use the final ACT temperature power spectra presented in Das et al. (2014b). These are 148 GHz,
143x218 and 218 GHz power spectra built from observations on two different sky areas (“south” and
“equatorial”) and several seasons of observation, for multipoles between 1000 and 10000 (for 148 GHz)
and 1500 to 10000 otherwise.

South Pole Telescope

Two distinct datasets from SPT are considered. The higher ¢ part, dubbed SPT_high, comes from the
complete 24560 deg® SPT-Sz survey described in George et al. (2014). It results from observations at
95, 150 and 220 GHz. The cross-spectra cover the ¢ range between 2000 and 13000. We also include
the Story et al. (2012) dataset, dubbed SPT_low, consisting of a 150 GHz power spectrum which ranges
from £ = 650 to 3000. All spectra are expressed in Kcyp. In (Planck Collaboration. XVI. 2014), this
latter dataset had been excluded, after a thorough evaluation of its compatibility with Planck data. Its
combination with WMAP-7y data gave results in tension with Planck 2013 cosmology (Hou et al. 2014),
pointing, for example, to a higher value of Hy. This was linked to a potential SPT/WMAP intercalibration
systematic due to their limited multipole overlap and respective S/N ratios in that area. This systematic
is much lower with the Planck data that extend to much higher ¢ than WMAP: at £ > 1800 the agreement
with Planck is good. Since the Planck calibration has changed since then, and we do not notice any
incompatibility between Planck and ACT+SPT cosmology, we decided to use it in our analysis. In
chapter 8, we give, however, results on neutrinos with and without SPT_low to test the robustness.

6.3.1 Foregrounds modelling

We chose to use as much as possible a model for astrophysical foregrounds coherent with what has
been set-up for HiLLiPOP. For all datasets, we use the same template for tSZ, kSZ, CIB and tSZxCIB
described in sec. 5.6. As these templates have been computed for the Planck frequencies, they need to
be extrapolated to the ACT and SPT frequencies and bandpasses.

For tSZ we scale the template with the usual f, = xcoth x/2 — 4 function where x = hv/kgTcmB
(sec. 5.6.4), using the effective frequencies given in Dunkley et al. (2013).

For CIB and tSZxCIB, we start from the templates in Jyzsr’1 in the IRAS convention (vI(v) = cste
spectrum) for Planck frequencies and band-passes, already described in sec. 5.6.3 and sec. 5.6.6. Then,
for CIB, we use the conversion factors from Planck to the ACT/SPT bandpasses, assuming, for the CIB,
the Béthermin et al. (2012) spectral energy density (SED) combined with unit conversion factors to
Kcwms, for the ACT and SPT bandpasses (Lagache 2014). These factors are given in Table 6.2.

2http://www.princeton.edu/act/
3https://pole.uchicago.edu/
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In the 2013 analysis (Planck Collaboration. XVI. 2014) the CIB has been modelled with a power law
with spectral index ycg not taking into account the transition from the 2-halo to the 1-halo clustering.
This resulted in a tension between the Planck and Planck + VHL results (VHL preferred a stepper value
for the spectral index ycg = 0.4 with respect to the value fitted with Planck alone ycg = 0.8).

Dataset Frequency MJy sr ' /Kcyp HFI freq.  conversion

(GHz) (GHz)
ACT 148 401.936 143 0.85
218 485.311 217 1.056
SPT 95 234.042 100 1.090
150 413.540 143 0.7688
220 477.017 217 1.061

Table 6.2: Conversion factors used for the foreground template extrapolation to ACT and SPT band-
passes (Lagache 2014).

For the tSZxCIB, for the (v{ Xv,) cross-spectrum (from the ACT or SPT dataset), we scale the nearest
HFI cross-spectrum (vF x v£) using the ratio :

C, + 1,C
Syl’yz — fVl V2 sz 141 (615)
PG+ 1y Cor
prior to convert it to Kcymp using the above factors. As shown on Figure 6.6 this scaling applies within
10% for the HFI cross-spectra.
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Figure 6.6: Ratios between the tSZxCIB cross spectra for HFI with the 143x143 GHz one (plain lines)
compared with the ratios of the results of equation 6.15 for the same frequencies (dashed
lines). The template follows the scaling from equation 6.15 to better than 10% on average.

We have to add to this common set of foreground templates a few more specific to each datasets:
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6.3 The very high-¢ data

o Point sources: We model the unresolved (and unmasked) point source components in the ACT and
SPT spectra with one amplitude (Aps) parameter per cross-spectrum, in analogy with sec. 5.6.2.
This thus introduces six additional nuisance parameters for the ACT, 6 for the SPT_high and one
for the SPT_low datasets, respectively.

e Galactic dust: following Dunkley et al. (2013) and Das et al. (2014b), we model the dust contribu-
tion in the ACT power spectra as a power law :

_ 3.8
dust;: ~ _ ¢\ (viv gvig(v;y)
BC (l,.]) = Adust(3000) [V%] [ g(V0)2 ] (616)

We therefore introduce two nuisance parameters Ay, one for each part of the ACT dataset, and
set the reference frequency vp to 150 GHz.

For the SPT datasets, following George et al. (2014), we use a fixed template, with amplitudes
0.16,0.21 and 2.19 ,uK%MB (at £=3000) at 95, 150 and 218 GHz , respectively and an £~ spatial
dependency.

6.3.2 Likelihoods

We compute one likelihood for each of the five VHL datasets following the method described in (Dunkley
et al. 2013), the main difference being the use of the 2014 SPT spectra. We use the respective published
window functions to bin the (CMB + foregrounds) model, and the released covariance matrices X to
compute the likelihood*. In all cases, these include beam uncertainties. For the George et al. (2014)
dataset, since we fit the relative calibration, we choose to use the covariance matrix which did not include
calibration uncertainties.

We use a Gaussian approximation for the binned power spectra bandpowers C;, to write this likeli-
hood

—2L = (G- = (cp - ). 6.17)

As we combine several datasets together, we introduced 9 additional nuisance parameters to account
for their relative calibration uncertainties (at map level). As the different datasets have been calibrated in
different ways we have to impose priors on some of them. The Das et al. (2014b) and Story et al. (2012)
datasets have been calibrated on WMAP maps, while the more recent George et al. (2014) was calibrated
on Planck 2013 maps. The Planck 2013 data presented a calibration offset with respect to WMAP. The
2015 release, on the contrary, due to an independent calibration, is now much closer to WMAP. Hence,
we impose for the SPT_high dataset calibration parameters Gaussian priors centred on 1.01 with widths
equal to 1,1 and 2% for each frequency, respectively.

Table 6.3 summarises the nuisance parameters associated to the VHL likelihoods.

We check in Fig. 6.7 that the new ACT+SPT data are consistent with the Planck ones. To this
purpose we compare the VHL likelihood alone results to HiLLiPOP, determining independently the cos-
mology+nuisance parameters of each experiment. The ACDM cosmology is consistent between both
experiments, and, as expected, the VHL data constraints on the (common) foreground parameters are
tighter than in the HILLiPOP case.

“http://lambda.gsfc.nasa.gov/product/
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name definition prior (if any)
SPT_high

SPT_high_95_cal map calibration (95 GHz) 1.01 £0.01

SPT_high_150_cal map calibration (150 GHz) 1.01 £ 0.01

SPT_high_220_cal map calibration (220 GHz) 1.01 +£0.02

SPT_high_Aps_95x95
SPT_high_Aps_95x150
SPT_high_Aps_95x220
SPT_high_Aps_150x150
SPT_high_Aps_150x220
SPT_high_Aps_220x220

PS amplitude (95x95 GHz)
PS amplitude (95x150 GHz)
PS amplitude (95x220 GHz)
PS amplitude (150x150 GHz)
PS amplitude (150x220 GHz)
PS amplitude (220x220 GHz)

SPT_low

SPT_low_Aps
SPT low_cal

PS amplitude
map calibration

ACT_south/equat

ACT _[field]_148_cal

ACT _[field]_220_cal
ACT_[field]_ADust
ACT_[field]_Aps_148x148
ACT_[field]_Aps_148x220
ACT_[field]_Aps_220x220

map calibration (148 GHz)
map calibration (220 GHz)
dust amplitude

PS amplitude (148x148 GHz)
PS amplitude (148x220 GHz)
PS amplitude (220x220 GHz)

Table 6.3: Nuisance parameters for the ACT and SPT likelihoods

6.4 The Baryon Acoustic Oscillations

Baryon Acoustic Oscillations (BAO) are the imprints left by acoustic waves in the primordial fluid on
the structures we see today (e.g.Bassett & Hlozek (2010)). The measurements of the BAO feature in
the correlation function of large-scale structure (LSS) have been obtained from different galaxy redshift
surveys. They provide constraints on the distances at redshift 0.1 < z < 0.7 (Anderson et al. 2014)
and even up to z ~ 2.3 with Lya forest (Delubac et al. 2015). The first convincing detection came
in 2005 from the SDSS Data Release 3 (Eisenstein et al. 2005). BAO measurements are an extremely
powerful complementary data set to Planck data since they are a precise and almost systematics-free
geometrical measurement. This geometrical nature helps in breaking the degeneracies of CMB data and
gives better constraints on ACDM and on extensions to models with curvature or with free parameters
for dark energy. On the neutrinos side, the BAO allows to significantly lower the bound on the absolute
mass scale and reduce also the error bars on Ng (chapter 8). Interestingly, the addition of redshift space
distortion (RSD) data from BOSS CMASS-DR11 to Planck data, shows a few sigma preference for a
non-zero neutrino mass (Beutler et al. 2014). This is discussed further in sec. 8.1.7. We included in our
analysis the latest BAO measurements, using only the low redshift datasets that are not in tension with
Planck data’.

SLyman & BAO measurements, at higher redshift, have almost 30~ tension with Planck ACDM cosmology and bigger errors.
In Planck Collaboration. XIII. (2015) and Aubourg et al. (2014) is argued that, this can be the sign of some still uncounted
systematics in the more complex Ly BAO reconstruction. We thus decided not to include this data in our final analysis.
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hlpTT_tp_LCDMPico_MC vhi_tp_LCDMPico_MC
1.0 1.0 1.0
0.8: E 08¢ 1 08¢
0.6F E 06} E 0.6+
04: 1 04¢ 1 04¢
0.2F E 0.2+ E 0.2
0.0 0.0 0.0
0.020 0.021 0.022 0.023 0.024 010 011 042 0.13 1.036 1.038 1.040 1.042 1.044
omega_b omega_cdm 100*theta_s
1.0 1.0
E 08} E 0.8+
1 06+ 1 06+
E 04+ E 04+
1 0.2+ 1 0.2¢
0.0 0.0
0.02 0.04 0.06 0.08 0.10 0.12 0.14 2.8 29 3.0 3.1 3.2 0.90 0.92 0.94 0.96 0.98 1.00 1.02
tau_reio log(10*10A_s) n_s
1.0 1.0
08¢ E 0.8
06} E 0.6
04: E 0.4
0.2+ E 0.2 L
0.0 0.0
05 1.0 15 20 25 3.0 04 06 08 1.0 12 14 16 2 4 6 8 10
Asz Acib Aksz
1.0
0.8 E
0.6 E
0.4 E
0.2 E
0.0

2 4 6 8
Aszxcib

Figure 6.7: Posterior distributions of the cosmological and nuisance parameters obtained from the ACT
SPT likelihood (in red) and from HiLLiPOP (in green). For the sake of simplicity we only
display the parameters that are common to both likelihoods but all nuisance parameters are
sampled in each case. A Gaussian prior 7 = 0.07 + 0.02 has been used in both cases.

6.4.1 A standard ruler

The measurements of the acoustic scale at various redshift, allow to infer the angular diameter distance
Dy (Eq. 1.25) and H(z) (Eq. 1.31). The acoustic length scale (Eq. 1.126) can be computed as the comov-
ing distance that the sound waves could have travel from Big Bang to the baryon dragging epoch zgrag, i.€
the time at which the baryons are released from the Compton drag of the photons (Hu & Sugiyama 1996;
Eisenstein & Hu 1998; Eisenstein et al. 1998). It depends on Q4% and Q,A?, that are well measured by
the relative height of the CMB acoustic peaks. The scale is large, about 150 Mpc comoving, not much
influenced by late-time non linear physics (Seo & Eisenstein 2005) and thus an excellent standard ruler.

The BAO measurements allow to access H(z)r, through separation along the line of sight and D4 (z)r
through separation transverse to the line of sight (Fig. 6.8). However, what is in generally inferred is the
spherically averaged 2-point measurements, fixed by the projection of 7(zdrag)

242 €2 1
Dv(z)=((1+z) DA%) , (6.18)

and only the latest DR11 release of SDSS data recommends to use the anisotropic measurement, i.e.
H(z) and Dy separately.
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Sr=D,580  or=(c/H)dz

Observer
Figure 6.8: The BAO measurement allow to infer the angular diameter distance D4 and H(z). The figure

is taken from D. Einseinstein’s talk at ESLAB

6.4.2 BAO measurements

Although we have tested various combination of the available BAO measurements, in our final configu-
ration we use:

o low z (zeg = 0.1) measurement from 6dF (Beutler et al. 2011), giving

r(za)/Dv(zefr) = 0.336 + 0.015 (6.19)

e the BOSS DRI11 release (Anderson et al. 2014) including:

— LOWZ measurement at z.g = 0.32

Dv(zefr) = (1264 + 25 Mpc) (%) (6.20)
r

N

— CMASS anisotropic measurements at zeg = 0.57
D(zerr) = (1421 £ 20 Mpc)(%d) 6.21)
rS

fid
H(zer) = (96.8 £ 3.4 Km s—‘Mpc—‘)(rL) (6.22)

Is

The r,/ r?d term considers the difference in the calculation of the sound horizon between the Eisenstein
et al. (1998) and the CLASS (or CAMB) definition®.

To add the BAO information to our analysis, we minimise the following function

Xiao = (d; — dP29)Chl o (d; — dP0) (6.23)

SFor example with Anderson et al. (2014) fiducial cosmology r,(zare)™ = 153.19Mpc against the 149.28 Mpc from CAMB.
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where d];‘Ao is the vector including all the previous measurements and Cpap is the covariance matrix.
We use CLASS for the computation of geometrical observables. In Fig. 6.9 we report the comparison
between the BAO results (assuming Gaussian measurement) obtained with 6dF and BOSS and the CMB
estimation obtained with HiLLiPOP + LowTEB (with and without VHL data). The agreement is within
lo.

In Aubourg et al. (2014) is reported the measurement
Hy=673+1.1Kms 'Mpc™' (68%, BAO+SN (CMB-calibrated)), (6.24)

obtained from the combination of BAO and the Supernova Ia (SN) data (described in sec.6.5). This in
agreement with our estimation from CMB TT alone

Hy=672+09Kms 'Mpc™! (68%,CMB (TT)). (6.25)
The combined constraint yields a reduction in error bars
Hy=67.6+0.55Kms'Mpc™' (68%,CMB + BAO + SN). (6.26)

This is discussed further in chapter 7.
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Figure 6.9: In blue are reported the measurements (assuming they are Gaussian) obtained by different
galaxy redshift surveys: 6dF and BOSS (both for LOWZ and CMASS the isotropic mea-
surement is considered). In red the posterior distributions of the same parameters obtained
sampling the TT HiLLiPOP + LowTEB (solid red) or the HiLLiPOP +LowTEB with the addi-
tion of the VHL data (dashed red).

6.5 The Supernovae Ia

A Type Ia supernova (SN Ia) is the explosion of a white dwarf star with a carbon-oxygen nucleus in
a binary star system (e.g. Ruiz-Lapuente (2007)). The white dwarf accretes matter from the nearby
companion causing an elevation of the core temperature and density. Once the Chandrasekhar’s limit
(Chandrasekhar 1931) is attained, the electron degeneracy pressure is unable to prevent collapse, and, a
substantial fraction of the matter in the white dwarf undergoes a runaway reaction, that is more important
than the energy loss via neutrinos. The energy in enough to unbind the star in a supernova explosion.
These explosions always release roughly the same amount of energy, and studies of relatively nearby
type la supernovae have shown that they reach almost the same peak brightness in every case. Therefore
they can be used as “standard candles” and their true distance can be determined. As discussed in chap-
ter 1, SNe Ia have been fundamental in the discovery of the late time acceleration of the universe and
constitutes a powerful complementary probe to CMB constraints. However, the standardization process
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is complicated and one has to correct their absolute apparent magnitudes using light-curve shape, photo-
metric color at maximum and host galaxy mass. In (Planck Collaboration. XVI. 2014) the discrepancy
on the value of Q,, between Planck and SNe Ia results, was interpreted as residual systematics errors in
the SNe data not properly accounted for in the covariance matrix. Since then the SNe Ia data has been
revised in depth and the Joint Light-curve Analysis (JLA) data (Betoule et al. 2014a) has been released.

6.5.1 The JLA compilation

The JLA compilation is the result of an extensive campaign to improve relative photometric calibration
of SN Ia light curves and associated distances and contains 740 SNe. It contains a selection of 374 SNe
Ia from SDSS-II (Sako et al. 2014) combined with the compilation of (Conley et al. 2011). This latter
includes 242 spectroscopically confirmed SNe from (Guy et al. 2010) in the redshift range 0.2 < z < 1,
14 very high redshift (0.7 < z < 1.4) SNe from the HST (Riess et al. 2007), and low-z (z < 0.08) data
from various origins. The joint analysis of these data was indeed motivated by their complementarity in
redshift, and the final sample covers the redshift range 0.01 < z < 1.2, allowing stringent constraint on
the expansion rate.

6.5.2 Supernovae model and distance estimates

The behaviour of SNe Ia is reasonably well captured by a parameter X; describing the time stretching of
the light-curve, and another C describing the SN color at maximum brightness (e.g. Tripp (1998)). The
distance estimator of Eq. 1.30, that is widely used in SN studies, is a linear model assuming that object
with identical color shape and galactic environment have, on average, the same intrinsic luminosity for
all redshift. In more details, Betoule et al. (2014a) use

p=mh—(My—axX; +BxC) 6.27)

where u = Slog1o(Dy/10pc) with Dy the luminosity distance defined in sec. 1.26. mg is the observed
peak magnitude in the rest frame B-band and «, 8 and Mp are nuisance parameters. The absolute mag-
nitude Mp, depends on the host galaxy properties but this dependency in not well understood. It is in
general parametrised as a function of the host stellar mass M1or plus a bias A,y as follows

, . 10
My = { My if Myenar < 10°Mo, (6.28)

My + Ay otherwise.

The light-curve parameters (my, X1, C) result from the fit of a model of the SN Ia spectral sequence to
the photometric data. They use the SALT2 model (Guy et al. 2007), retrained on JLA data.

In a flat universe, SNe alone provide constraint on £, but can not constrain Hy. Hence, to fit a
ACDM cosmology to their data, Betoule et al. (2014a) have fixed Hy = 70kms™'Mpc~!. Using the
estimator of Eq. 6.27, they minimise the following y?

Xan = @ = (@ Q) CoN @ = acpu(z Qm)) (6.29)

where C the covariance matrix that includes both statistical end systematic uncertainties. The free
parameters are thus €, and the nuisances a, 8, M} and A,,.
The result, using the JLA compilation alone for the dark matter density is

Q,, =0.295 £0.034 (68%,JLA alone), (6.30)

and the fitted values for the nuisance parameters can be found in the first column of Table 6.4. In Fig. 6.10
is shown the Hubble diagram and their ACDM fit.
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We included in our analysis the C++ code from Betoule et al. (2014a), providing the X%N of Eq. 6.29
to be interfaced to CLASS computation of D, for a given set of cosmological (+ nuisances) parameters.
Given the consistency between Planck and the JLA sample, the inclusion of such data in the analysis im-
proves constraints on cosmological parameters as discussed in chapter 7 and 8. In Fig. 6.11 we show the
posterior distribution of nuisance parameter of the JLA likelihood sampled together with the HiLLiPOP
likelihood. The means and the 68% error bars are reported in the second column of Table 6.4 and are in
excellent agreement with the JLA-alone analysis.

Parameter JLA HiLLiPOP TT + JLA
a 0.141 £+ 0.006 0.140 £ 0.007
B 3.101 £ 0.075 3.101 + 0.075
My -19.05 £ 0.02 -19.12 + 0.02
Aym -0.070 £ 0.023 -0.069 + 0.021

Table 6.4: Fitted values for the nuisance parameters. The first column shows values from Betoule et al.
(2014a), obtaining from JLA sample alone. In the second column are reported the values
from the joint HILLiPOP + LowTEB + JLA fit. The corresponding posterior distributions are
shown in Fig. 6.11.

=~ + =
S} S =
T —TT T

— M(G) + aX; —BC

Figure 6.10: 7op: the Hubble diagram for the JLA sample (described in the text). The black line is
the best fit ACDM (with fixed Hy = 7Okms’1Mpc_1). Bottom: Residuals as a function of
redshift. (Betoule et al. 2014a)

Conclusions

In this chapter we have presented a panoramic view of the likelihoods used in this thesis to complement
the high-£ HiLLiPOP likelihood (chapter 5). A fundamental piece are the low-¢ data, especially the polar-
isation one, allowing to break the 7-A; degeneracy. We have described the Planck pixel based likelihood
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Figure 6.11: Posterior distribution for the nuisance paramaters of the JLA likelihood obtained sampling
it in combination with HiLLiPOP and LowTEB.

and the innovative approach of a low-¢ cross spectra likelihood, lollipop. We have also described the
Planck lensing likelihood obtained from the CMB 4-point correlation function. Then, the small scale
likelihood from the ground based CMB experiments ACT and SPT has been presented with particular
attention to the residual foreground modelling and its consistence with the one used for the HiLLiPOP
likelihood. In the last part of the chapter we have presented the low redshift BAO and the JLA Supernova
compilation data used in this thesis, stressing on their compatibility with the Planck ACDM cosmology
and their constraining power. The next chapters is dedicated to the discussion of the results: the precise
constraints on the base ACDM model will be addressed in chapter 7, while its natural extensions into the
neutrino sector will be discussed in chapter 8.
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Chapter 7

ACDM cosmological parameters

This chapter presents the cosmological results based on the Planck full mission high-£ temperature and
polarisation data. We use the HiLLiPOP likelihood described in chapter 5, optionally combined with the
low-¢ likelihood and the external datasets described in chapter 6. We test the “base” ACDM model, i.e.
if Planck temperature and polarisation power spectra are consistent with the spatially-flat six-parameter
cosmology described in chapter 1. We also consider the ACDM +A;, extension that allows to look for
subtle effects from residual foregrounds and systematics in the data. As in Planck Collaboration. XVI.
(2014); Planck Collaboration. XIII. (2015), we find a very good agreement between the data and the
standard cosmological paradigm. The neutrino sector extension is postponed to chapter 8.

This chapter is organised as follows. In sec. 7.1 we specify the Boltzmann solver used for the com-
putation of the theoretical spectra. We then present the results, using Planck high-{ temperature data
alone in sec. 7.2.1, while the consistency with polarisation results is addressed in sec. 7.2.2. In sec. 7.2.3
we cross check the MCMC adaptive posteriors results with the ones obtained via the profile likelihood
procedure. In sec. 7.2.4 the HiILLiPOP constraints are compared with the other results obtained in Planck
Collaboration. XIII. (2015) using the baseline P1ik likelihood, finding a very good agreement for both
temperature and temperature plus polarisation results. In sec. 7.2.5 we discuss in more details the effects
of the addition of the low multipoles data and, in sec. 7.2.6, we present the results on the A} parameter
and their implication on the constraints on the 7 parameter (sec. 7.2.7). In sec. 7.3.1 we combine the
Planck data with the ones from the CMB ground based experiments ACT and SPT, described in chap-
ter 6. The addition of this very high-£ (VHL) data allows to put better constrains on the foregrounds.
Moreover, the VHL seem to help treating the tension related to the Ay, parameter. Finally, in sec. 7.4,
we present the improved constraints when the powerful late time distance measurement data (BAO and
Supernovae described in chapter 6) are added.

7.1 Boltzmann code(s)

The results of this thesis are obtained using the CLASS (Blas et al. 2011) Boltzmann equation solver which
computes detailed spectra by evolving the cosmological background and perturbation equations. CLASS,
written in C, is modular, thus flexible and well adapted to our analysis framework. It uses a commonly
known notation, following the equations from Ma & Bertschinger (1995). Besides this, CLASS allows
the definition of all the numerical precision parameters that enters the computations. We use two settings
depending on the statistical methodology applied:

e For the Bayesian MCMC sampling of the posterior distribution (sec. 4.2) we use the default CLASS
precision parameters since the nature of the algorithm itself smooths any discontinuity.
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class parameter value
tol_thermo_integration 1073
tol_perturb_integration 1076
reionization_optical_depth_tol 107
1_logstep 1.08
1_linstep 25

perturb_sampling_stepsize 0.04
delta_I_max 1000
accurate_lensing 1

Table 7.1: High-precision settings of the CLASS non-default parameters used to reconstruct profile-
likelihoods. The last parameter (accurate_lensing) is only usefull (and used) for VHL results
(sec. 7.3.1).

e For the frequentist profile-likelihood method (sec. 4.3), we need to locate very precisely the multi-
dimensional maximum (or —2In/£ minimum) and the algorithm requires % to vary smoothly.
Hence, we need more precision on CLASS computations, still keeping a not t00 demanding CPU
time. We obtain satisfactory results with the non-default parameters described in Table 7.1, with
a maximum of a factor two increase in computational time. We will refer to those settings as the
high-precision ones.

Since in this chapter (and in the following) we compare our results to the Planck published ones,
which use another Boltzman solver (CAMB), we need to ensure that both CLASS and CAMB give compat-
ible results. We follow for this the prescription of Lesgourgues (2011), i.e. generate with CLASS a C,
spectrum for a fixed cosmology with extremely high precision settings which we use as reference. The
cosmology we use is the P1ik +LowTEB best-fit (Planck Collaboration. XIII. 2015), for which we have
at disposal also the best-fit spectrum obtained with CAMB, that we can compare to our reference. We
also investigate how far the CLASS default and high-precision settings lie from the reference. Results
are shown as an absolute and fractional difference in Fig. 7.1. The agreement between CLASS and CAMB
(with the Planck settings) is at the uK? level. For high-£, CAMB shows about 1 xK? more power which,
in relative units, goes up to 1% difference at £ = 2500. Such a level of disagreement does not impact
significantly the determination of the standard ACDM parameters. This conclusion may not hold when
testing subtle effects such as the one of the Ay parameter discussed in sec. 7.2.6.

We also note that the definition of 6 is different. CAMB computes only an approximation of the sound
horizon (6ymc), while CLASS computes it exactly.

For some of the tests we made on the ACDM model, we have used the Pico software!. Pico is based
on the interpolation between spectra trained on the CAMB Boltzmann solver. It is intended to accelerate
the parameter estimation codes, with a good precision that can be improved by using a larger training set
(Fendt & Wandelt 2007). As for CAMB, the only parameter that shows a discrepancy with class is 6, due
to its different definition. In standard ACDM cases, and far from the boundary of the trained parameter
space, Pico and CLASS give similar results. However, Pico is trained on an old CAMB version and so
CLASS should be considered more precise. Similarly, the final results on Ap are obtained with CLASS
since Pico only implements an approximation (sec. 7.2.6).

Thttps://sites.google.com/a/ucdavis.edu/pico/
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Figure 7.1: Absolute (upper panel) and relative (lower panel) difference of D, = {(£ + 1)C¢/2m power
spectra computed with different settings for CLASS and with CAMB. The reference is obtained
from an extremely high precision run with CLASS. The red and blue spectra are obtained us-
ing the default and high-precison CLASS parameters as in Planck Collaboration A54 (2014).
Since the cosmology is the fiducial Planck TT+LowTEB best-fit one (from Planck Collabo-
ration. XIII. (2015)), the black curve shows the comparison to the released Planck spectrum
which was obtained with CAMB.

7.2 Planck alone

In this section we discuss the constraints on the ACDM parameters obtained using the Planck data only.
The HiLLiPOP likelihood is able to put strong limits on the parameters since the range of probed scales
is sufficiently large (sec.7.2.5). However, we also make use of the information for the low-£ part via the
LowTEB likelihood (chapter 6).

7.2.1 Temperature results

The results from our high-¢ likelihood, using temperature alone, are presented in combination with
LowTEB. The values for the parameters can be found in Table 7.2, while the posterior distributions are
shown in Fig. 7.2. In the following, we comment on some of them.

The precise measurements provided by Planck of the position of the acoustic peaks in the CMB
temperature power spectrum allow to put robust constraint on the acoustic scale. At 1o the precision is
at the 0.05%.

1006, = 1.04175 £ 0.00044 (68%,HiLLiPOP +LowTEB). 7.1

The value of the Hubble constant Hy is more model dependent, and its value depend on the assumption
on the primordial power spectrum or even on the fixed mass for the neutrinos (Ichikawa 2008; Planck
Collaboration. XVI. 2014). We find a 1.5% constraint on H

Hoy = (67.5 + 1.0) Kms 'Mpc™!  (68%, HiLLiPOP +LowTEB). (7.2)

As shown in Fig. 7.3, this measurement of H suffers from a degeneracy with the matter density Q,, ,
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174

TT
par best fit 68% limits

Q,h? 00222  0.02221 +0.00023
Qeamh® 0.119 0.1192 + 0.0022
1006, 1.042 1.04175 + 0.00044
T 0.072 0.072 + 0.020
log(10'°4) 3.070 3.068 + 0.038

ns 0.966 0.9645 + 0.0071
Qp 0.311 +0.013

Hy 67.5 + 1.0

g 0.816 + 0.015
Aplanck 1.001 1.0007+ 0.0025

co 0.00164  0.0016 + 0.0016

¢ 0.00159  0.0016 + 0.0016

c3 -0.000247  -0.0004 + 0.0015
cq 0.00258  0.0026 + 0.0017

cs 0.00272  0.0027 + 0.0017

A 0X100 0.000250  0.000258 + 2.4e-05
A 0143 0.000107  0.000114 + 1.7¢-05
A0l 7.710e-5  9.0e-05 + 1.6e-05
AP 4.250e-5  4.7¢-05 + 1.2¢-05
At 3.260e-5  3.8¢-05 + 1.0e-05
AR 7.810e-5  7.6e-05 + 9e-06
A, 1.500 1.09 +0.56

Acib 0.920 0.81 +0.14

Ayl 0.955 0.93 +0.09

Az 1.680 3.58+222

Asexcib 0.000151  1.93 +1.38

Table 7.2: Best fit and MCMC results for the parameters of the base ACDM cosmology computed using
the HiLLiPOP likelihood on Planck TT spectra at high-£ and using the LowTEB likelihood at
low-£. We also show derived parameters and the nuisance parameters for HiLLiPOP likeli-
hood. Corresponding posteriors distribution can be found in Fig. 7.2. These results have been

obtained using CLASS.
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Figure 7.2: Posterior distributions for the temperature only HiLLiPOP likelihood in combination with
the LowTEB likelihood. We show the six ACDM parameters and the nuisances (described
in Table 5.7) plus two interesting derived parameters: Hy and og. The means and the 68%
errors can be found in Table 7.2. These results have been obtained using CLASS.

Ha

Figure 7.3: The degeneracy between Hj and €,. The figure is the 2D posterior distribution obtained
from the MCMC sampling of the TT HiLLiPOP + LowTEB likelihood. The Boltzmann code
CLASS has been used.

since the two are only constrained in the combination Q,,4°. We find

Q,, =0.311+0.013 (68%,HiLLiPOP +LowTEB).

(7.3)

The relative heights of the acoustic peaks allow to constrain the density parameters Q42 and Qcgmh?

with a precision of 1% and 2%, respectively. Changes in these density parameters, however, can be
compensated by changes in n; and there is thus a partial degeneracy (Planck Collaboration. XVI. 2014).

A smaller scalar spectral index ng, means that the density perturbations with longer wavelengths are

stronger, and with shorter wavelengths weaker. This has the effect of raising the CMB power spectrum
on one side and lowering it on the other. Hence, it is also partially degenerate with 7. This is because
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Figure 7.4: Covariance matrix of the posterior distribution obtained sampling the HiLLiPOP temperature
alone likelihood in combination with LowTEB. The Boltzmann code CLASS has been used.

the temperature low-¢ part does not depend on 7 while intermediate and small scales are suppressed as
¢~27. This degeneracy can be broken using low-¢ polarisation data. In this case, the constraint on ny, at
the ~1% precision using the HiLLiPOP likelihood alone, shrink to 0.7%

ng = 0.9645 + 0.0071 (68%,HiLLiPOP +LowTEB). 74)

This is a 5o detection of a deviation of the scalar spectral index from exact scale invariance. Even the
high-¢ part of the spectra, i.e. HILLiPOP alone, is sufficient to reach this conclusion. However, the value
of n; is the most sensitive to systematic errors coming from an improper modelling of the foregrounds
(chapter 5).

Via the amplitude of the lensing smoothing effect, it is possible to put a constraint on the amplitude
of the matter (linear) power spectrum on the scale of 84~ Mpc

og =0.816 + 0.015 (68%,HiLLiPOP +LowTEB), (7.5

that lies almost 1o lower than the corresponding P1ik value.

The high-¢ likelihood alone, thanks to the effect of lensing, can also put a (weak) constraint on the
optical depth to reionisation with mean value 7yj, ~ 0.1. This estimation is higher than the one obtained
using the low-¢ only likelihood (sec. 6.1). The constraint also comes from the relative power between
small and large scales and thus depends on the choice for the low-¢ likelihood. With our configuration
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par (Pico) TT EE TE full

Q,h? 0.02227 + 0.00024 0.02416 + 0.00091 0.02222 + 0.00024 0.02231 + 0.00015
Qcamh?® 0.1190 + 0.0022 0.1119 + 0.0037 0.1194 + 0.0020 0.1182 +0.0013
1006Mmc 1.0409 + 0.0005 1.0407 + 0.0008 1.0409 + 0.0005 1.0410 + 0.0003
Treio 0.072 = 0.020 0.077 = 0.020 0.067 = 0.020 0.077 = 0.020
ng 0.966 + 0.007 1.003 = 0.013 0.972 + 0.010 0.966 + 0.005
log[10'04,] 3.070 = 0.038 3.086 = 0.041 3.060 = 0.041 3.078 £ 0.034

Table 7.3: Pico mean and error bars for the six ACDM parameters obtained sampling the HiLLiPOP
likelihood using respectively TT only, EE only and TE only data, and the combination of the
three. For the low-¢ data we use the LowTEB likelihood. The posterior distributions, in the
different cases, are shown in Fig. 7.5.

we have
Treio = 0.072 +£ 0.020 (68%,HiLLiPOP +LowTEB), (7.6)

0.50 lower than the P1ik value. We postpone the discussion on the reasons for these differences to
sec. 7.2.4.

In Table 7.2 and in Fig. 7.2 we also show the results on the foreground parameters. These has been
already discussed in chapter 5. We will address the constraints on foregrounds when adding the ground
based CMB data at very high multipoles (sec.7.3.1).

The correlation matrix for all the parameters is reported in Fig. 7.4. It is almost a block matrix.
The lower corner describes the correlation between the cosmological parameters. We recognise the
strong 7-A; degeneracy, and the correlation between ng, the density parameters, and again 7, as described
before. Cosmology is decoupled from the calibration coefficients but shows some correlation with the
kSZ and the PS amplitudes. The latter are strongly correlated among them. The upper corner shows the
astrophysical nuisances correlations and has a complex structure.

7.2.2 Consistency between temperature and polarisation

As discussed in chapter 1, the CMB polarisation is a unique source of information about inflation and the
reionisation epoch. For the aim of this thesis, what is more relevant is that the addition of polarisation can
break some degeneracies among the parameters that cannot be accurately resolved with the temperature
data alone.

Furthermore, as described in sec. 3.5 and 5.6, the thermal dust is the only relevant foreground con-
tamination in polarisation. A more detailed discussion on the effect of polarisation on cosmological
parameters can be found in Zaldarriaga et al. (1997) or Galli et al. (2014). Interestingly, if we could have
used the CEE spectra in the whole range {min = 30, {max = 2500 of Planck, we would have had the best
constraints on the parameters. This is particularly true for the angular size of the sound horizon 6;, whose
effect is to shift the position of the peaks, better determined by polarisation since their dependence on
the gradient of velocity makes them sharper (sec.1.4).

CEE are, in theory, also better than temperature in constraining the reionisation optical depth 7.;, and
the amplitude of the primordial power spectrum log[10'°A]. However, there is a strong worsening of
the constraining power of EE spectra, due to an increasing degeneracy between n; and other parameters,
if €min < 130 are excluded from the analysis (Galli et al. 2014). This is indeed our case (Table 5.3) since
we are contaminated by Galactic dust emission at low multipole. This loss of information when cutting
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Figure 7.5: Marginalised constraints on base ACDM parameters, for the different CMB modes. TT is
in black, while the full likelihood result is in red. They are compatible within less than
0.40. We also show the TE posteriors in blue. The constraining power of this latter is quite
similar to TT only. Finally, in yellow, there are the looser constraints from the noisier EE
only spectra. The mean values and error bars can be found in Table 7.3. In all cases, the
HiLLiPOP likelihood is combined with the LowTEB likelihood for the low-{. These results
are obtained with Pico.

the low-¢ part of the spectra is specific of the polarisation; in temperature there are only marginal effects
since the low-¢ part is noisier.

Using CTF, one can put constraints comparable to C}T on most of the cosmological parameters and
even stronger for Qecamh?, allowing to test the robustness of the results.

The HiLLiPOP results on the base ACDM model are summarised in Table 7.3 and Fig. 7.5. The
results are consistent between TT and TE spectra within ~ 0.30", with the exception of n; where the
discrepancy is higher but still within less than 1o-. The error bars of TT and TE are almost the same, with
Qcamh? slightly better constrained in TE as expected.

The EE parameters are less in agreement with up to 30 discrepancies. Since the EE spectra are
noisier than the TT one, their constraining power is significantly smaller than those of TT. The value of
the spectral index in EE is 2.80 higher than the TT one’.

The full (TT, TE, EE) likelihood parameters are more compatible with TT results, showing deviations
of less than 0.207, with only Qcqm/4? at 0.40-. This confirms that the small level of systematics still present
in polarisation do not affect much the final results. On the contrary, adding polarisation improves the error
bars up to ~ 40%.

We report in Table 7.4 the best fit )(2 values when considering TT, EE, TE, or the full data. The
number of degrees of freedom (n,) is simply the total number of multipoles considered, as described in

2This is a peculiarity of our HM results, DS and Yr results still pointing to a (even if not very significant) deviation from
scale invariance.
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CMB mode Y2 ne  x*ne A/ NQ@ng)
TT 9949.7 9556  1.04 2.85
EE 7309.5 7256  1.01 0.44
TE 93225 8806  1.06 3.89
TTTEEE 278242 25618 1.09 9.8

Table 7.4: HiLLiPOP goodness of fit. The Ay? = y? — n, is the difference from the mean (1,) assuming
the model follows a y? distribution. Ay?/ v/(2n;) expresses Ay? in units of standard deviation.

Table 5.3.

7.2.3 Profile likelihood results

In chapter 4 we have discussed the importance of a verification of MCMC results using the profile
likelihood analysis. This has also been done in Planck Collaboration A54 (2014) for the 2013 release.
Here we study the parameters of the ACDM model to check that the results of the profile likelihood
analysis are still in agreement with the MCMC ones. We use the HiLLiPOP temperature alone likelihood
in combination with the LowTEB one. Note that the results have been obtained using Pico. The first
column of Table 7.3 has to be compared with the first column in Table 7.5. The agreement is almost
perfect for the means and the error bars, which is expected given the Gaussian shape of the cosmological
parameter posteriors.

We also compute the contribution of the fit of the nuisance parameters to the full error budget. In
Table 7.5 the error bars given for the full, “statistical” and “nuisance”, errors at 68%CL.
The “nuisance errors” are estimated as follows:

o we first obtain the profile likelihood for each cosmological parameter, from these profiles we ex-
tract both the global error on each parameter (see black curve of Fig. 7.6), and the best fit with a
corresponding set of nuisance parameters values

e we then recompute the likelihood profiles for each cosmological parameter, fixing the nuisance
to the ones obtained for the best fit (red curve of figure 7.6). From these profiles we extract the
“statistical only” error contribution to the global error.

e the “nuisance error” is obtained by quadratically subtracting the statistical uncertainty from the
total uncertainty.

This procedure has been used for instance in Aad et al. (2014) or Lorenzo Martinez (2013).

The Q,h* and n, parameters are the most impacted by the nuisance. The parameter which is less
sensitive to the nuisances is 6y;c. These are consistent with the MCMC correlation matrix of Fig. 7.4.
The same analysis also has been performed for the P1ik and CamSpec likelihood in Planck Collaboration
A13(2015). The “statistical” error for all the parameters are the same for all likelihoods, pointing out that
the differences on the full error do depend on the nuisance modelling that are used to build the likelihood
functions.

7.2.4 Comparison with the P1ik likelihood

In chapter 5 we have presented a comparison between the different high-¢ likelihoods. Here we investi-
gate in more details the differences between the posterior distributions of the six base ACDM parameters,
obtained with MCMC sampling of the HiLLiPOP or the baseline P1ik likelihoods (Fig. 7.7).
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Figure 7.6: The profiles likelihood for two representative parameters: Qcimh? (2) and n, (b). The full
profile is in black while the profile in red is obtained fixing the nuisance to their best fit
values. The impact of the fit of the nuisance parameters is strong for n; and smaller for

Qeamh?.
Parameter (Pico) profiles stat and "nuisance" errors nuis/tot(%)
Q,h? 0.02228 + 0.00025 0.02228 + 0.00018 (stat data) +0.00017 (nuis) 67
Qeimh? 0.1190 + 0.0022 0.1190 + 0.0021 (stat data) +0.0007 (nuis) 30
1006,s¢ 1.04088 + 0.00047 1.04088 + 0.00046 (stat data) +0.00009 (nuis) 20
Treio 0.072 +0.021 0.072 + 0.017 (stat data) +0.012 (nuis) 56
In[10'04,] 3.070 + 0.039 3.070 + 0.033 (stat data) +0.022 (nuis) 55
ng 0.9659 + 0.0077 0.9659 + 0.0051 (stat data) +0.0058 (nuis) 75

Table 7.5: The profiles errors are given for the full profile fit and then split between the “nuisance error”
(coming from the nuisance parameter determination) and the “statistical” error coming from
the dataset. We also give the “nuisance/total” ratio to better size the impact of the nuisance.

Parameter (CAMB) Plik (TT) Plik (full)
Q12 0.02222 + 0.00023 0.02225 = 0.00016
Qegmh? 0.1197 + 0.0022 0.1198 + 0.0015
1006pmc 1.04085 + 0.00047 1.04077 + 0.00032
Treio 0.078 = 0.019 0.079 = 0.017
ng 0.9655 + 0.0062 0.9645 + 0.0049
log[10'04,] 3.089 + 0.036 3.094 + 0.034

Table 7.6: Means and 68% error bars for the six ACDM parameters obtained sampling the P1ik likeli-
hood. These results are taken from Table 3 in Planck Collaboration. XIII. (2015), they have
to be compared to the values in the first and last column of Table 7.3, respectively. Note that
Plik results are obtained with CAMB.
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Figure 7.7: Marginalized constraints for the base ACDM model obtained with the Hi11iPOP likelihood
using TT only (black solid line) and the full temperature and polarization data (red solid
line). For comparison P1ik TT (dashed black) and P1ik full data (dashed red) results are
also shown. The high—¢ information is always complemented with LowTEB.

The high—¢ information is always completed with the LowTEB likelihood for the low-£. The results
from P1ik are reported in Table 7.6, to be compared with Table 7.3. When considering the TT data only,
almost all parameters are compatible with the baseline within approximately 0.1 o with the exception of
Qcamh? where the shift is slightly higher (about 0.4 o). The approximately 0.5 o~ difference in 7 and A
is related to a mild preference of the HiLLiPOP likelihood for a lower Ar, (sec. 7.2.6). Error bars from
the baseline P1ik and HiLLiPOP are nearly identical with only a slightly bigger error bar on n; for our
likelihood.

When considering the full data set, the shifts with respect to the baseline P1ik still remain within
about 0.5 0. We observe also the same trend for a lower Qcgmh?. The difference in 7 and Ay is instead
alleviated by the compatibility of Ay for the full likelihoods. Again error bars are nearly identical between
the two likelihoods.

7.2.5 Low-{ data

We have presented results using the HiLLiPOP likelihood (that has €,;,=50) in combination with the
LowTEB likelihood. In this section we focus on the results from different choices for the low-¢ information
and discuss the implication on the cosmological parameters.

Along this thesis, we sometimes mimic the low-¢ information with a Gaussian prior on the optical
depth 7 = 0.07 £ 0.02. An essential remark is that using a prior on it should be considered as a mere
instrument of comparison and diagnostic. Even if it is useful to break the 7-A; degeneracy, a Gaussian
prior is not a clean solution. On the other hand, the inclusion of the low-¢ likelihood in temperature and
polarisation has a complicated influence on the parameters due to the way the solution adjust the tension
between temperature low-£ and high-£ data.
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In Fig.7.8 are compared the posterior distributions obtained using the LowTEB likelihood or only a 7
prior, with the optional addition of the Commander likelihood that carries the temperature only informa-
tion within €yip =2 and £pax =29.

The main shift between the 7 prior and the LowTEB case is 0.50" on ng. As discussed earlier, there
is a correlation between 7 and the scalar spectral index coming from the comparison between the low-
¢ and high-¢ part. Hence, a prior on 7, with respect to the more complex information coming from
temperature and polarisation, is expected to have a different influence on n;. The other parameters shift
by no more than 0.20. Interestingly the shift on 7 for P1ik between the two low-{ configurations (7
prior or LowTEB), is a factor two bigger than for HILLiPOP. As mentioned before, this is linked to Ap,
(sec. 7.2.6) and symptomatic of a tension between temperature low-¢ and high-¢ data that is worsened
when the full low-¢ (polarization and temperature) information is added. However, the resulting shift in
ng is similar for the two high-¢ likelihoods.

The addition of the Commander likelihood drives the cosmological parameters, obtained from the
high-{ + prior, to values closer to the HILLiPOP + LowTEB case. This effect is clear again on n; and
stable with respect to the considered Commander ¢-range’. On the contrary, there is almost no shift on 7.
This is just because the temperature only Commander likelihood does not contain much information on
7 and the prior drives this parameter.

From Fig. 7.9, we can see that the high-¢ likelihoods alone can put a constrain on 7, even if weak, as
mentioned in sec. 7.2.1. However, due to the 7-A; degeneracy, the profile likelihood technique is more
suited to this problem, so we refer to sec. 7.2.7 for a more precise result. It is also interesting to have
a look on what is the information added if we use a different likelihood for the low-¢ as a preliminary
version of the lollipop likelihood built on the EE 100 GHzx143 GHz (sec. 6.1). The validation of this
likelihood is still on-going but it provides a strong constraint on the 7 parameter, pointing to a low value.
This drives also the constrain on A. Due to the degeneracy n-7, n; is pushed to lower values and this is
compensated by shifts in the density parameters.

7.2.6 The A parameter

In sec. 6.2 we briefly described the Planck lensing likelihood built on the lensing information encoded
in the non-Gaussian trispectrum of the CMB. From the measured trispectrum it is possible to measure
the power spectrum C?¢ of the lensing potential. This is consistent with the prediction from the best-
fit ACDM model and can be tested by the introduction of the parameter Aiq) that scales the theoretical
lensing trispectrum (Planck Collaboration. XVI. 2014; Planck Collaboration. XIII. 2015). The joint
analysis with the Planck likelihood gives

A =095+0.04 (68%,Plik +LowTEB), (1.7)

in agreement with the expected value of unity.

Lensing also affects the CMB temperature power spectrum smoothing the acoustic peaks and troughs
(e.g. Seljak (1996)). As can be seen in Fig. 7.10, it becomes an order unity effect at ¢ = 3000 (in the
absence of any other secondary effects) since the unlensed CMB power spectrum has very little power
on these scales due to the Silk damping.

With a Boltzman solver (sec.7.1) one can compute the angular power spectra of both the tempera-
ture/polarization anisotropies C; and of the lensing potential C?‘p. The latter is then used to “lens” the

3The Commander likelihood is available for different value of €.,y
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Figure 7.10: In the upper panel we show a comparison between the lensed (black) and the unlensed
(blue) temperature spectrum obtained with CLASS. The lower panel show the difference
between the two. In absence of foregrounds, the effect becomes dominant at £ = 3000.

CMB spectra i.e. redistribute the power while preserving the brightness in a rather complicated way (e.g
Lewis & Challinor 2006b): (C¢, C%%) — Co.

The parameter Ar, in analogy with A% can be introduced with the aim of measuring the degree of
lensing of the CMB power spectra. The idea, originally introduced in Calabrese et al. (2008), is to rescale
the lensing potential and modify the standard scheme into: (Cg,ALCf¢) — Cy. Sampling the likelihood,
with this parameter free, gives two interesting pieces of informations:

1. from the Ay, posterior one can check the consistency of the data with the model, which should be
compatible with one for standard cosmology.

2. by marginalising over AL, one can, to first order, remove the information due to the lensing from
the CMB power-spectra.

As it was the case for the first release (Planck Collaboration. XVI. 2014), Planck determines a value
of the Ay parameters discrepant at more than 20~ with one. The full-mission measurement, based on the
Plik +LowTEB likelihood is (Planck Collaboration. XIII. 2015)

AL =122+0.10 (68%,Plik +LowTEB (CAMB/MCMC)). (7.8)

Note, however, that there is a significant deviation from zero, meaning that there is a clear detection
of lensing at the power spectra level.
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Figure 7.11: The fine impact of different A;, on the CMB temperature spectrum (obtained with CLASS):
the case AL =0 (in black) corresponds to the unlensed CTT A, =1 (in red) is the standard
case considered when testing the ACDM model, and A; =1.2 (in blue) corresponds to the
value fitted by the Planck high-¢ likelihood.

The Ay, discrepancy from unity acts, in Planck temperature spectra, as if there were more lensing
than expected. As can be seen in Fig. 7.11, the effect is not strong but it is sufficient to affect extensions
beyond the standard ACDM theory as the ones on curvature or neutrinos (Planck Collaboration. XIII.
2015). This latter is discussed further in chapter 8.

The tension affects also the measurement of two ACDM fundamental quantities, the reionization
optical depth 7 and the primordial scalar perturbations amplitude A;. As discussed in sec. 7.2.1, the
high- £ A;-T degeneracy, can be broken by any low-£ polarisation measurement (as the LowTEB likelihood
that carries essentially the EE information), but can be also relieved by the smoothing effect of lensing.
This means that a deviation from unity of Ay impacts also our ACDM estimation of A; and 7. An
overestimation of the lensing effect drives a large A value which in turn drives a large value of T,
according to the A;e~%" degeneracy.

The origin of the 20 discrepancy was attributed, since the 2013 release of data, to the difficulties that
ACDM model has in fitting the low-£ part of the spectrum from the high-¢ data and, possibly, to uK>
level foreground residuals (Planck Collaboration. XVI. 2014). In this section we discuss to which extent
the HiLLiPOP likelihood shows the same preference for a higher A .

First we revise the Ap estimation of P1ik performing the measurements using CLASS and the profile
likelihood technique. This allows a direct comparison between the P1ik and HiLLiPOP estimation of Ay
that is shown in Fig. 7.12.

We obtain a result that is larger than the one reported in Eq. 7.8

AL = 1.26"010 (68%,P1lik +LowTEB (CLASS/profile)). (7.9)

As discussed in sec. 7.1, this higher value is due to the use of CLASS instead of CAMB. Since it is obtained
with high precision settings we think it is more precise. With the same settings, the HILLiPOP results
reads

A = 1227018 (68%,HiLLiPOP +LowTEB). (7.10)
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Figure 7.12: Profile-likelihoods of the A}, parameter using two different Planck high-¢ likelihoods (black
for P1ik, red for HiLLiPOP) and adding the low-{part (LowTEB).The results are obtained
using CLASS with the high-precision settings described in sec. 7.1.

This estimate of Ay, despite being lower than the P1ik one, still shows a 20" discrepancy with one. This
tendency is slightly reduced if we use the polarisation. In Table 7.7 and in Fig. 7.13 can be found the
profile likelihood results for all the modes. Note that the values of Ap, in TE and EE allow to confirm a
detection of lensing in the polarised spectra, even if less significant than in TT*. The full likelihood result
is

A = 1137008 (68%,HiLLiPOP (TT,EE,TE)+LowTEB). (7.11)

The estimate of Ay, as stated previously, is sensitive to the low-£ information. For illustration purpose,
we report in Table 7.8 the means and 68% errors on the A, parameter obtained with different low-¢
choices. Indeed, for these results, we used the faster but less precise Pico which has also a slightly
different definition of A

Ce = AL X CF™d 4+ (1 - Ap) x 3, (7.12)

so they have to be read as a test on the stability of the parameter. The addition of the LowTEB is the worst
case possible, whereas the HiLLiPOP likelihood alone value is compatible with one.

Moreover, we find that the value is sensitive (at the o-fraction level) to the different datasets described
in sec. 5.2, hence if we use DS or Yr instead of HM. This has also been found for the P1ik likelihood,
where a lower value of Ap using DS has been attributed to the presence of correlated noise (sec. 3.4).
Finally, we have also observed shifts with respect to the sky coverage or the beams used, even if minor.

The deviations in Ay, between P1ik and HILLiPOP are difficult to interpret, but the different parametri-
sation of the foregrounds, resulting in different correlation between parameters plays a non negligible
role. In Fig. 7.14 we compare the correlation matrices of the posterior distributions for the HILLiPOP
and P1lik likelihoods when sampling A;. The correlation between cosmological parameters present
significant divergences in the Ay -ns-A; block. However, the ACDM + Ay posteriors are very similar
between HiLLiPOP, P1ik and CamSpec, since the marginalisation over A, alleviates the tensions.

“It is worth mentioning that central values for A; in TE and EE shows few o shifts between the various high-¢ likelihoods.
This is true even between P1ik and CamSpec that agree on their TT value.
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data AL
0.11
TT 1 .22J_r0'1 0
0.24
EE 1.22:)22
0.21
TE 1.1 IJ—ro.zo
0.08
TTEETE 1.13%;¢

Table 7.7: HILLiPOP profile-likelihood results (obtained using CLASS high-precision settings of
sec. 7.1) for the Ay, parameter for TT, EE, TE and the full combination. The LowTEB likeli-

hood is always used for the low-¢ part.
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Figure 7.13: Profile-likelihoods of the A parameter using the HiLLiPOP likelihood in combination with
the low-£part (LowTEB) for TT (green), EE (blue), TE (red) and full (black) likelihood. The
results are obtained using CLASS with the high-precision settings described in sec. 7.1. The
results are also reported in Table 7.7.

Ar, (Pico)
no low-¢ 1.06 + 0.13
T prior 1.05 +£0.10
7 prior + Commander  1.11 + 0.09
Commander 1.12 +£0.11
lollipop 1.08 £ 0.10

lollipop + Commander 1.11 + 0.09

Table 7.8: Means and 68% error for the posterior distribution of the A; parameter obtained with the
HiLLiPOP (Yr) TT only likelihood in combination with different informations for the low-
¢. Results have been obtained with Pico, where Ay has a slightly different definition. It is,
however, interesting to see the shifts.

187



7. ACDM COSMOLOGICAL PARAMETERS

10 10
|| || %
| - %
P2
Gy
%,
6"/,.v
%, 2
s
05 @/ 4 05
7
% %
[ | -
%
S
.- .g K
d‘,??
%“‘1 A
W, *
00 s’ 00
%,
+ 4
%,
%
.4/ %,
[ Ty
%
% /’”ﬂ,o
L
%, % Tty
o 4
K %
% e
"'/)0 ey, 10 10
R 2

(a) (b)

Figure 7.14: Correlation matrix extracted from MCMC chains obtained when sampling the ACDM +
Ar, model with the HiLLiPOP likelihood (a) and the P1ik likelihood (b). The high-¢ part is
always combined with LowTEB. The definition of P1ik nuisances can be found in (Planck
Collaboration A13 2015)

In both likelihoods, however, there are complex correlations with foreground parameters. Adding
information to better constrain the foregrounds is then useful and can be achieved using the VHL data.
This is done is sec. 7.3.1. Its influence on Ay is discussed in sec. 7.3.2.

Regularising the Ay, problem is important since its deviation from unity is accompanied by changes
in all the other parameters with a complex chain of degeneracies. As already anticipated, this is true for
ACDM extensions as non-flat models where A; > 1 drives Q; < 0 (Planck Collaboration. XIII. 2015).
Also, massive neutrinos have the same effect of an Ay, < 1, so the limit is pushed to lower value. This
is discussed in more details in chapter 8. How Ar, and the mismatch between low and high multipoles
influence also our estimate of the optical depth is discussed in sec.7.2.7.

7.2.7 Constraints on 7

The optical depth 7 can be measured via the effect of reionisation on the low multipoles of the EE
spectra (sec. 1.4.5). This is a challenging issue since the signal is small and very good knowledges
of instrumental systematics and polarised foreground emissions are required. Before the Planck low-¢
result, the WMAP estimate was

7=0.089 +0.014 (68%, WMAP (Bennett et al. 2013)), (7.13)

where the error does not include a significant uncertainty due to foreground modelling (Komatsu et al.
2009). As briefly described in sec. 6.1, 7 can be constrained using the latest Planck low-¢ polarisation
data alone (Table 6.1). This estimate is lower than the one of Eq. 7.13 but consistent with the revised
measurement from WMAP data cleaned with the Planck 353 GHz polarised map (Planck Collaboration
A13 2015). Interestingly, these values are in tension with the high value of 7 coming from the high-¢ part
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alone. Making use of the profile-likelihood method, which, as emphasized in chapter 4, is particularly
well suited to study strongly correlated variables as 7 and A,°, we find for P1ik

T=0.1757002  (68%,Plik), (7.14)
that is almost 30 higher than the low-¢ estimation. With the HiLLiPOP likelihood instead we have
7=0.13"30  (68%,HiLLiPOP). (7.15)

which is a less than 20 deviation.
When combining the high-¢ likelihoods with the LowTEB information we get

7=0.078 £ 0.018 (68%,P1lik +LowTEB), (7.16)
for the P1ik likelihood, and for the HiLLiPOP likelihood
7=0.071 £ 0.020 (68%, HiLLiPOP +LowTEB). (7.17)

In Fig. 7.15 we show these results for the two likelihoods. We note that most of the constraint in this
regime indeed comes from the CMB lensing, since marginalisation over Ay, almost destroys the con-
straint.

The discrepancies on 7 in the base ACDM cosmology, that are present also on the A estimates, are
a reflect of the Ay, differences. Because the P1ik value for Ay is higher than the HiLLiPOP one, it shifts
7 towards a higher value. When adding the lensing measurement (sec. 6.2), which somehow brings Ap
back close to unity, the shift is cancelled and one recovers a value more compatible with the low-£ alone
estimate.

The Ap parameter tension (sec. 7.2.6) is not yet completely understood. There are indications how-
ever, that differences with the P1ik value could come from the different parametrisation of the fore-
grounds and from the complex structure of the correlations between the corresponding astrophysical
nuisance parameters (Fig. 7.14). Having Ay as much as possible compatible with its expected unitary
value allows a more reliable estimation of 7 even if using the power spectrum information alone, i.e
not regularising the problem adding the lensing likelihood (sec. 6.2). To better constrain the foreground
parameters, in sec. 7.3, we use the VHL CMB results of the SPT and ACT experiments.

7.3 Adding the very high-¢ data

In sec. 6.3 we described the available data from the ground based, high-resolution Atacama Cosmology
Telescope (ACT) and South Pole Telescope (SPT). In sec. 7.3.1 we discuss their impact on the parameter
estimations, both for cosmology and for the foregrounds. They help regularising the Ay tension discussed
in sec.7.2.6 allowing to revise our limits on the optical depth (sec. 7.3.2).

7.3.1 Impact on foregrounds

Since the signal to noise ratio is already high for the Planck full mission data, the results presented in
Planck Collaboration. XIII. (2015) do not use the ACT and SPT small-scale measurements directly.
However, the thermal and kinetic SZ effects are almost unconstrained by the Planck data alone. The
VHL data are much more sensitive to these effects, and a combined prior for the tSZ and the kSZ has

3 At each step, the variable studied (here 7) is fixed and the minimization is performed with respect to all other parameters.
There is no more any (7, A,) degeneracy.
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Figure 7.15: (a) Profile-likelihoods of the 7 parameter using only the P1ik likelihood, in the ACDM
case i.e Ap = 1 (in black) and marginalising over Ay (in red). Also shown in dashed, is the
result of the Planck low-¢ analysis. (b) Same thing for the HiLLiPOP likelihood.

been extrapolated and added in the P1ik likelihood, that follows the degeneracy first found in Reichardt
et al. (2013)

APES + 1.6AR = (9.5 + 3)uK?, (7.18)

ik the one of tSZ at D!*3x143 4t 143 GHz,

plik . . . pl
where AkSZ is the contribution of the kSZ at Dy—3090 and AtSZ 1=3000

both in uK? (sec. 5.6.4).
In this section, we present the HiLLiPOP temperature results in combination with the VHL data,
arguing that a better constraining power for the foregrounds is useful for our likelihood and that they
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help to regularise the Ap, deviation from unity (sec. 7.2.6) and consequently the 7-A; values.

The posterior distributions for the cosmological and the nuisance parameters in common with the
HiLLiPOP likelihood are reported in Fig. 7.16. The means and errors are presented in Table 7.9.

Unlike the combination of P1lik + VHL reported in Planck Collaboration. XIII. (2015), we find
a 15% gain in error bars for the cosmological parameters that reaches 24% for n,, the most sensitive
one to foregrounds. The difference with P1ik probably comes from the different parametrisation of
the foregrounds that induces different correlations between parameters. For HiLLiPOP, the correlation
matrix is shown in Fig. 7.17. It has a complex structure. The strong anti-correlation between the Aip
parameter and the point source amplitudes of ACT and SPT is a consequence of the way the CIB is
extrapolated at high-¢ (sec. 5.6.3).

As anticipated, we have now lower values for T and A (Table 7.9). Note also a ~ 1o shift in Q2.

The VHL data have a stronger constraining power on the SZ parameters than Planck alone (sec. 6.3).
As in Planck Collaboration. XIII. (2015), looking at the posterior distribution in the Az-Axsz subspace
(Fig. 7.18), we can infer the correlation

Axsz + 3.5Aisz = 3.15 £ 0.25. (7.19)

In Eq. 7.19 we recognise a linear combination as in Eq. 7.18, but with different coefficients because of
our different definitions of Az and Axsz (sec. 5.6). Our result is consistent with the P1ik one®. In
yellow in Fig. 7.16 we also report the posterior distributions obtained when sampling the HiLLiPOP +
LowTEB likelihood imposing the prior from Eq. 7.19 on the Aisz and Agsz parameters. The resulting
foreground parameters are adjusted on the prior but the cosmological parameters remain consistent with

our standard TT case.

7.3.2 Revised constraints on A; and 7

In the 2013 release, the Ay, divergence from unity was stronger when the Planck spectra were combined
with the VHL data. From 2013 to this release, several aspects of data processing have been revised (for
example calibration, see chapter 3), hence, we do not expect the VHL to have the same impact on the
parameters. Interestingly we find that small scale information alleviates the tension of Ap with unity
as can be seen in Table 7.10. Note that excluding the SPT_low data, the value of Ay is slightly higher,
meaning that the intermediate multipoles’ are important for the regularisation of A .

In the light of the fact that the HILLiPOP + VHL combination provides, for the ACDM + Ay, cos-
mology, a value of A, compatible with unity, we can revise the ACDM constraint on 7 (hence with fixed
Ar, = 1). We have

7 =0.060 = 0.017 (68%,HiLLiPOP +VHL +LowTEB), (7.20)

0.60 lower than the HiLLiPOP result in Eq. 7.6.
The HiLLiPOP +VHL combination provides also a lower value for o-g

og =0.811 £ 0.013 (68%,HiLLiPOP +VHL +LowTEB), (7.21)

that shifts in the right direction for alleviating the tension between CMB and clusters estimations. Indeed,
in Planck Collaboration. XX. (2014), allowing the } m, parameter to vary, helps in reducing this tension
since a lower Ar acts similarly to a massive neutrino. Working in a configuration with a regularised Ar
offers the possibility of putting a more reliable limit on the sum of neutrino masses, as described in
chapter 8.

®Note that since the tSZ and kSZ template are not exactly the same, even though very similar, this is true only approxima-
tively.
"The SPT_low data covers the multipole range [650, 3000] (sec. 6.3).
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192

TT+VHL
par best fit 68% limits

Q,h? 0.0220 0.0220 + 0.00019
Qcamh® 0.120 0.120 + 0.0020
1006, 1.042 1.042 + 0.00040

T 0.0594 0.0586 + 0.017
log(10'°4,) 3.046 3.045 + 0.032

ng 0.963 0.963 + 0.0054
Q, 0.315 +0.012

Hy 67.193 + 0.88

o 0.811 +0.013
Aplanck 1.002 1.002 + 0.0025

co 0.00215  0.00208 + 0.0015
1 0.00209  0.00216 + 0.0015
c3 0.000605  0.000547 + 0.0015
c4 0.00192  0.00189 + 0.0016
cs 0.00208  0.00213 + 0.0016

A0 0.000284  0.000285 =+ 1.25¢-5
AR08 0.000132  0.000133 + 6.26e-6
At 9.000e-5  8.998¢-5 + 6.16e-6
Ap® 6.090e-5  6.114e-5 + 3.94e-6
At 4.010e-5  3.986e-5 + 2.75¢-6
AR 7.460e-5  7.475e-5 + 4.56e-6

As, 0.894 0.816 + 0.092
Acib 1.110 1.085 + 0.064
ATT 0.916 0.927 + 0.060
Atse 4.400e-6  0.287 = 0.23
Aszrcit 0.221 0.329 + 0.16

Table 7.9: Best fit and 68% limits for the parameters of the base ACDM cosmology computed using
MCMC for sampling the HiLLiPOP likelihood on Planck TT spectra at high-£ in combination
with the VHL likelihood, and using the LowTEB likelihood at low-£. We also show derived
cosmological parameters and the nuisance parameters for HiLLiPOP likelihood, omitting, for
simplicity, the VHL nuisances. The corresponding posteriors distribution can be found in
Fig. 7.16. Results are obtained using CLASS.
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Figure 7.16: Posterior distributions for the common parameters for the HILLiPOP TT likelihood (in
green) and the HiLLiPOP TT + VHL likelihood (in red). For comparison, is also shown
the HILLiPOP TT results when the prior of Eq. 7.19 is imposed on the SZ foregrounds (in
yellow). All results are in combination with the LowTEB likelihood. Means and 68% error
bars for can be found in Table 7.9.

7.4 Adding BAO and Supernovae

The BAO data are an extremely valuable complementary dataset to Planck, that allows to break degen-
eracies from CMB only measurements. They provide a reliable geometrical measurements since they
are largely unaffected by the uncertainties in the non linear evolution of the matter density field (Planck
Collaboration. XIII. 2015). In sec. 6.4 we report in details the datasets included in this analysis, in good
agreement with Planck ACDM cosmology.
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Figure 7.17: Covariance matrix obtained when sampling the HiLLiPOP + VHL likelihood in combina-
tion with the LowTEB likelihood for the low-¢ part.
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Figure 7.18: 2D posterior distribution for the tSZ and kSZ scaling parameters. The degeneracy direction
is in agreement with the one found in SPT data (Reichardt et al. 2013).
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Ay

HiLLiPOP (TT) + VHL + LowTEB 1.04+0.98

HiLLiPOP (TT) + VHL - SPT_low + LowTEB  1.09*0-%7

HiLLiPOP (All) + VHL + LowTEB 1.0570:03

Table 7.10: HiLLiPOP +VHL profile-likelihood results (obtained using CLASS high-precision settings
of sec. 7.1) for the Ay parameter for TT or the full combination (TT+EE+TE, named “all”)
and using the LowTEB likelihood for the low-¢ part. For TT is also reported the value of A
when SPT_low is not considered in the VHL data.

par HiLLiPOP (TT) + BAO + JLA HiLLiPOP (TT,EE,TE) + BAO + JLA
Q,h? 0.0221 + 0.00018 0.0222 + 0.00011

Qeamh? 0.119 £ 0.0012 0.119 + 0.00094

1006, 1.042 + 0.00037 1.042 + 0.00026

T 0.0641 + 0.016 0.0708 + 0.013
log[10'0A,] 3.052 + 0.031 3.060 + 0.029

g 0.966 + 0.0039 0.965 + 0.0030

Hy 67.72 + 0.52 67.80 = 0.43

Qn 0.307 £ 0.0070 0.307 £ 0.0057

Table 7.11: Means and 68% errors for the cosmological parameters (plus the derived Hy and €,,,) when
adding late time measurement data to the HILLiPOP + LowTEB + VHL combination. Results
are obtained using CLASS.

Beside BAO, another interesting complementary probe are type la supernovae. The JLA sample
(Betoule et al. 2014b), is also in good agreement with Planck data (sec. 6.5).

Although mostly useful when trying to constrain extensions to the ACDM cosmology, as non flat
models or theories with a non standard dark energy sector, these late time distance measurements have a
strong impact on the error bars even in ACDM. In Fig. 7.19 we report the posterior distributions for the
temperature HiLLiPOP likelihood in combination with the BAO+JLA information. The same is done in
Fig. 7.20 for the full HiLLiPOP likelihood. The values of the cosmological parameters can be found in
Table 7.11.

BAO and supernovae prefer a slightly higher value for Hy and a lower value for €, with respect
to the HiLLiPOP temperature only solution. These causes little adjustments of the other parameters as
a lower value for Qcgmh?, in turn pushing for a lower ng, following the degeneracies described in the
previous sections. The reduction on the error bars are important, There is a 40% gain in the error bars of
Q,, and H (and thus in Qc4mh?). There is also a 30% gain in the error for ng. Full likelihood results are
more compatible with late time distance measurements and the posteriors for the parameters are stable.
The gain in error bars is less strong since the presence of polarisation already tighten the constraints.

Conclusions

In this chapter we have used the HiLLiPOP likelihood in combination with other datasets to test the
ACDM model and found good agreement between the two. We started describing the constraints on
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Figure 7.19: The posterior distributions for the HiLLiPOP likelihood in temperature only, in combina-
tion with the VHL and the LowTEB likelihoods for the low-£ and very high-£ respectively
(green) are compared with the addition of the BAO and SN data (red).
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Figure 7.20: The posterior distributions for the HiLLiPOP likelihood using TT,EE and TE, in combina-
tion with the VHL and the LowTEB likelihoods for the low-£ and very high-¢ respectively
(green) are compared with the addition of the BAO and SN data (red).
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7.4 Adding BAO and Supernovae

cosmological parameters obtained using the Planck CMB data only. The full-sky maps and the good
control on the foregrounds given by the wide frequency coverage, allow to constraint the positions of the
CMB power spectrum peaks with sub-% precision, and the density parameters with a few % precision.
We have obtained a 5o detection of a deviation from scale invariance for the scalar spectral index n;.
Also, we have shown the consistency between temperature and polarisation results and some interesting
check as the robustness of the results to the two different statistical methods presented in chapter 4, and
the agreement with the P1ik likelihood.

Given the level of sensitivity of the Planck data we can look for subtle systematic effects in the
temperature data. We have thus discussed the Ap, deviation from unity and shown that the addition of the
VHL data regularise the problem allowing a more proper estimation of the 7 parameter. Also, the addition
of the BAO and Supernova data shrink the error bars up to a 40% gain and results stayed consistent with
the ACDM model. In the next chapter we will consider the straightforward extensions of the standard
model in the neutrino sector.
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Chapter 8

Neutrino results

In chapter 7 we have shown that Planck data are consistent with the standard ACDM paradigm. We
have also tested the effect of the inclusion of the complementary datasets described in chapter 6. The
base ACDM model considered, as detailed in sec. 1.5, includes a fixed value for the absolute scale of
neutrino masses ~m, = 0.06 eV, which is expected in the normal hierarchy scenario when the lightest
neutrino is assumed massless, and a neutrino energy density resulting from the presence of only three
active families, Ny = 3.046 (chapter 2). In this chapter we investigate the simplest extensions to this
baseline model:

e In sec. 8.1, fixing Neg = 3.046 to its standard value, the Xm, parameter is left free in the anal-
ysis. The TT only constraint and the implications of the A, tension, pointed out in the previous
chapter, are discussed. The robustness with respect to different dataset choices is tested and a final
constraint is obtained when combining late time distance measurements with the CMB.

e In sec. 8.2, the sum of neutrino masses is again fixed to the standard Xm, = 0.06 eV value and N.g
is left free, allowing the presence of (“neutrino-like”) degrees of freedom, that were relativistic
during radiation domination (chapter 2). We discuss the results obtained either in temperature or
polarisation.

The two parameters Xm, and N.g, describe effects that took place, respectively, at late and early
epochs in the evolution of the universe. Their signatures on the CMB spectra are sufficiently uncorrelated
so that, in scenarios with both parameters left free, the results do not vary substantially from the two
separate cases described above (Planck Collaboration. XVI. 2014; Planck Collaboration. XIII. 2015).

8.1 Constraints on the absolute scale of neutrino masses

As discussed in chapter 2, the CMB anisotropies are weakly sensitive to neutrino masses. In practice,
when fitting Xm, we consider a simplified degenerate scenario in which the mass differences between
the three neutrinos are not taken into account'. The effects of massive neutrino in temperature and
polarisation power spectra are similar (e.g.Lesgourgues et al. (2013)). However, the Planck polarisation
spectra do not have enough signal to noise ratio to improve much over constraints extracted from TT only
data. Nevertheless, polarisation is useful in breaking other parameter degeneracies, resulting in tighter
constraints for the parameters in the combination TT, EE and TE with respect to TT (chapter 7).

To speed up computational time in CLASS we consider only one massive neutrino with mass Zm, and two massless ones.
Our results are insensitive to this kind of implementation details.
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8. NEUTRINO RESULTS

As discussed in chapter 4, the presence of the physical boundary Xm, > 0 is a case for which the
profile likelihood analysis technique is very adequate. Hence, in this section, we make regular use of this
technique. Moreover, the shape of the profile near the minimum is an indicator of the goodness of fit and
thus of possible residual systematics effects.

8.1.1 High-{ temperature alone and the A; issue
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Figure 8.1: (a) Posterior distribution of the sum of neutrino masses obtained when sampling the TT
HiLLiPOP likelihood in combination with the LowTEB likelihood. The black line indicates
the 95% upper limit (Eq. 8.1), obtained by cutting the area of the histogram. (b) Profile
likelihood of m,, in the same case. From the cut at 3.84, one can extract the approximate
limit m, < 0.74 eV at 95% CL.

We start by analysing the constraint using only temperature data at high-£. In Fig. 8.1(a) we report
the MCMC posterior obtained when sampling the HiLLiPOP TT likelihood (chapter 5) in combination
with the LowTEB likelihood (sec. 6.1.1) at low-£. We obtain

Ym, <0.74eV  (95%,HiLLiPOP + LowTEB). (8.1

Fig. 8.1(b) displays the corresponding likelihood profile of Xm,. It shows a strange flex near the mini-
mum. As discussed in chapter 4, in the presence of a boundary, the Feldman-Cousin (FC) prescription
allows a proper analytical estimation of an upper limit in the case of a parabolic profile. If the shape
is not parabolic one can only set approximative limits, unless relying on simulations®. Also, non trivial
features near the minimum can be interpreted as hints of possible residual systematic effects. Hence,
the Gaussian (i.e. analytic) FC procedure can not be safely applied in this case and we are not able to
set a proper constraints. In the case of a parabolic profile with a minimum at zero the 95% upper limit
is obtained cutting the Ay? at 3.84. One can still use this recipe to obtain an approximated constraint
neglecting what happens near Xm, ~ 0. Doing this, we find the exactly the same result as the MCMC
one of Eq. 8.1.

The non trivial shape of the profile likelihood requires further studies. In chapter 7 we have pointed
out that the Planck TT likelihoods have a preference for a high value of Ar. Since neutrinos free-
streaming prevents clustering on small scales (chapter 2), massive neutrinos suppress the lensing power.
This suppression has the same effect as a low Ap, value. Thus, the tension that drives Ap, can induce

2This has not been done in this thesis due to the complexity of foreground simulations.
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8.1 Constraints on the absolute scale of neutrino masses

an artificially tight constraint, i.e. the Planck TT only minimum of the profile is pulled down to non-
physical (negative) m, values resulting in a too “optimistic” limit (Planck Collaboration. XVI. 2014;
Planck Collaboration A54 2014).

X
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Figure 8.2: The impact of different Ap on the £m, profile. For each profile the A; parameter is fixed to
the indicated value. The standard case when Ay, = 1 is shown in black.

In Fig. 8.2 we “profile” the ¥m, parameter for different fixed value of A using as before TT only
(in combination with the LowTEB likelihood). The previously discussed standard case with Ap, = 1 is
in black. Considering larger fixed values for Ar, the flex is smoothed out. For A;, = 1.2 there is non-
significant preference for a neutrino mass. Indeed, when we are proposing a model with over-amplified
lensing effect (Ap, 2 1.2), leaving m, free, the ACDM + Xm, cosmology adjusts itself to the less lensed
data increasing the best fit value for Xm,. Indeed, the data are better fitted by a model where massive
neutrinos, through free-streaming, have erased more structures, resulting in a lower lensing effect on the
spectra. This emphasises the need to regularise the Ay problem to obtain a robust upper limit for Xm,,.
As discussed in sec. 7.3, the addition of the VHL data (chapter 6) results in a Ap, value in agreement with
unity. In sec. 8.1.2 we thus also consider the ACT and SPT spectra.

8.1.2 The addition of VHL data

When we add VHL data, the shape of the profile changes. As is shown in Fig. 8.3, the flex, present in the
Planck TT only case, is not there any more. We remind that for the two profiles Ay is kept fixed at one.
However, in chapter 7 we have shown that the addition of VHL data shifts the fitted Ay, parameter from
1.221“8:}(1) to 1.04f8:8§. The resulting effect on Xm, is similar to the one described in Fig. 8.2, justifying
the statement that whatever pushes Ay to higher values, pushes also the neutrino mass constraint to lower
values and with an unphysical “flex shape”.

Adding VHL data, we find a minimum y? around ~0.3 eV. However, this is not significant: recalling
that the 68% CL is obtained by cutting the profile at 1, we can infer from Fig. 8.3 that it has barely a 1o
significance. An approximated 95% limit gives Zm, < 0.86 eV.

In Fig. 8.3, we also show (in red) the result obtained excluding the SPT_low dataset (sec. 6.3) from
the VHL combination. This latter dataset has a more important multipole overlap with Planck data than

the other high-¢ datasets and removing it, the Ay parameter is slightly higher (AL, = 1.09 + 0.07, see
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Figure 8.3: Profile likelihood result obtained scanning the HiILLiPOP TT likelihood in combination with
the LowTEB and the VHL data (in black), compared to the case where we exclude SPT_low
data (in red).

Table 7.10). As a result, we have a tighter constraint on Xm, but we recover a flex. This is a very
subtle effect and since we cannot definitively conclude which combination is better, we will adopt in the
following the most conservative VHL result, i.e. including the SPT_low data.

8.1.3 BAO and Supernova data

In sec. 2.5.2 we have seen that, beside their impact on lensing and on the early ISW effect, neutrinos
affect the angular diameter distance to last scattering D4 (Eq. 1.25), constrained with Planck data via the
position of the first acoustic peak. In flat models, as the one we consider, this is degenerate with Hy. At
fixed 6. (Eq. 1.125), the higher the neutrino mass, the larger D4 and the smaller expansion rate at low
redshift. The addition of the latest BAO measurements (sec. 6.4), strongly improves the constraint on
Xm,, and gives to the profile a nice parabolic shape (red in Fig. 8.4). The same effect is observed with
JLA data since an independent measurement of Q2,, helps in breaking the degeneracies (black in Fig. 8.4).
In Table 8.1 we report the FC limits in these cases. Note that there is no preference for massive neutrinos
any more.

Data > m, (95% CL)
HiLLiPOP (TT) + LowTEB + VHL+JLA <0.52eV
HiLLiPOP (TT) + LowTEB +VHL+BAO <0.23 eV

Table 8.1: 95% constraints obtained via the FC prescription on Zm,. Relative profiles can be found in
Fig. 8.4.

8.1.4 Robustness with respect to the low-¢ data

In sec. 7.3.2 we have discussed the interplay between Ap and the reionisation optical depth 7. The
addition of VHL data, regularising the Ay tension, gives an estimate of the value of 7 that is consistent
with the one obtained from HFI low-¢ polarisation spectra using the lollipop likelihood (sec. 6.1.2). Since
the Xm, constraint depends on lensing, and thus on the value of 7, we do not expect to see much variation
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8.1 Constraints on the absolute scale of neutrino masses
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Figure 8.4: Profile likelihood for HiLLiPOP TT + LowTEB in combination with VHL + JLA (black),
and VHL + BAO (red). Since the shapes of the profiles are parabolic, in Table 8.1 we report
the 95% constraints obtained via the FC prescription.

of this constraint if we switch to lollipop instead of LowTEB for the large scale information. In Fig. 8.5,
we show that this is indeed the case.
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Figure 8.5: The baseline HiLLiPOP (TT) + LowTEB + VHL (in black) is compared to the combination
HiLLiPOP (TT) +lollipop + VHL (in red).

8.1.5 High-¢ polarisation

We now consider the full (TT, EE, TE) HiLLiPOP likelihood. We expect polarisation to help in breaking
some of the degeneracies in CMB temperature data, allowing for a better constraint. In chapter 7 we have
discussed the consistency between temperature and polarisation. From Table 7.4 we see that EE and TE
spectra have separately good y?. However, their combination with temperature is more problematic. In
chapter 5, for example, we have pointed out a calibration-like issue between temperature and polarisation
that can be responsible for the bad value for the global y?. Nevertheless, the ACDM results from the
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8. NEUTRINO RESULTS

full HiLLiPOP likelihood are in good agreement with temperature alone. In Fig. 8.6, we show the Xm,,
profile for the full likelihood compared to the temperature result. The upper limit is reduced but the
profile near the minimum has a strange behaviour, showing again a flex. However, we have argued
that the temperature result is somewhat over-corrected which may lead to such an effect. Anyway, the
addition of BAO data completely drives the constraints and we will see in sec. 8.1.6 that the limits in the
two cases are not much different.

The essential role of BAO is also clear if we try to obtain a limit for the £m, using the polarisation
spectra only. In Fig. 8.7 is shown the profile for TE alone® (black curve). In this case the low signal
to noise ratio does not allow to gain over the constraint coming from the non-relativistic transition at
decoupling (sec. 2.5.2), and we recover m, < 1.2 eV (95%)*. Adding BAO and JLA, we find Zm, <
0.24 eV, which is very competitive with the TT limit discussed just below.
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Figure 8.6: The baseline HILLiPOP (TT) + LowTEB + VHL (in black) is compared to the full HiLLiPOP
likelihood +LowTEB + VHL (in red).

8.1.6 Our best upper limit

For our final upper limit for £m,, we combine Planck CMB measurements with both BAO and SN
measurements. The value obtained from HiLLiPOP TT (+LowTEB + VHL) (Fig. 8.8), reads

¥m, <0.22eV  (95%,HiLLiPOP (TT) + LowTEB + VHL + BAO + JLA). (8.2)

When the full HiLLiPOP likelihood is used, we obtain
¥m, <0.20eV (95%,HiLLiPOP (TT,EE,TE) + LowTEB + VHL + BAO + JLA). (8.3)
These two values are consistent with the official Planck result. Moreover, the parabolic shape of

the profile and the position of the minimum, give us confidence that no obvious unaccounted systematic
effects are driving the constraint. In addition, this solution is fully compatible with Ay, = 1.

3Note EE do not contain enough information to constrain Zm,.
4This limit is similar to the WMAP TT alone result (Hinshaw et al. 2013) which did not have enough sensitivity to see the
lensing effect.
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Figure 8.7: Profile likelihood for the m, parameter using the TE HiLLiPOP likelihood (in black), and
in combination with BAO and JLA data (in red). Note the LowTEB likelihood is always used
at low-¢. Since the profiles are parabolic we apply the FC procedure described in chapter 4.
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Figure 8.8: Profile likelihood for the combination HiLLiPOP (TT) + LowTEB + VHL + BAO + JLA
(black) and the one with the addition HILLiPOP TE and EE spectra (red). Since the profiles
are parabolic we apply the FC procedure described in chapter 4. The resulting upper limits
can be found in Eq. 8.2 and 8.3, respectively.

8.1.7 Is there a hint for a neutrino mass?

Several results in the literature show a preference for a non zero neutrino mass of the order of 0.3 or 0.4
eV. Beutler et al. (2014) reported a measurement of a neutrino mass 0.34 +0.14 eV, using Redshift-space
distortion (RSD) measurements from BOSS, in combination with Planck 2013 chains marginalised over
ArL. A neutrino mass was also proposed to help reducing the tension on the og parameter between the
CMB cosmology, and its estimate from cluster counts or weak-lensing data (Planck Collaboration. XX.
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Figure 8.9: Profile likelihood obtained using the HiLLiPOP TT + LowTEB likelihood: in black when
marginalising over Ap, while in red adding the Planck lensing likelihood.

2014; Planck Collaboration. XIII. 2015).

A similar preference (~ 0.2 eV) is obtained if Ay is left free together with m, (black in Fig. 8.9).
This latter case is similar to what we obtain with the addition of the lensing likelihood, built from the
4-point CMB correlation function (red line). Indeed, the addition of the lensing likelihood, mitigates
the preference for a high Ay value. As noted in Planck Collaboration. XIII. (2015), this cures also
the cosmological parameter values in the dark energy sector and for the models with curvature: Planck
TT + lensing has no more preference for a negative € or for an equation of state for the dark energy
in the phantom domain. For neutrino masses, it gives a best fit value for Xm, of about 0.2 eV (note
that the P1ik likelihood shows a similar preference when combined with Commander and lensing, with
m, = 0.41f8é§). However, lensing has not a strong preference for this solution and there is only a
A,\/lzens =~ 1 between the TT+ lensing and the TT alone cosmology. Moreover, the preference for massive
neutrinos comes at the price of a low value for Hy (the anticorrelation between the two has been already
pointed out in sec. 7.2.1). The addition of the Efstathiou (2014) Hy prior ((70.6 + 3.3) Kms‘lMpc‘l),
removes the preference for a non zero mass. We do not include lensing in our baseline, since with VHL
data it is statistically irrelevant and may even introduce some systematic errors (sec. 6.2).

In sec. 8.1.2 we also noted that, with the addition of VHL data, there is a tiny hint for a neutrino
mass. Some characteristic of this best fit solution are given in Table 8.2. Although the value of og has
decreased a lot and it is in better agreement with the cluster counts measurements, the values of Hy is
low and €, high, in disagreement with direct Hy measurements, Supernova and BAO data.

As we have also seen in sec. 8.1.3, the preference for a best fit at 0.3 eV for Xm, disappears when
adding BAO and SN, pointing rather toward a systematic effect still to be understood.

8.2 Constraints on the effective number of neutrino species

In the previous section we have investigated the well motivated extension of the ACDM model where
the sum of the masses of the three standard active neutrinos is left free to vary. Here we fix m,, to its
standard minimal value (0.06 eV), and we consider a ACDM + N.g cosmology. The number of effective
neutrinos Neg (defined in Eq. 2.25), accounts for all degrees of freedom, other than photons, produced
well before recombination and still relativistic at decoupling. As discussed in sec. 2.5, an excess in
Neg with respect to the expected 3.046 value, could point to the presence of light relics in the Universe,
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8.2 Constraints on the effective number of neutrino species

Par best fit (CLASS)
Hy 64.7

Q,, 0.348

o3 0.764
fo(0.57) 0.453

Table 8.2: Best fit values of some of parameter of the ACDM + Xm, cosmology obtained with HiLLiPOP
(TT) + VHL +bflike.

like axions or massless sterile neutrinos®. The measurement of Neg is also important since its precise
estimation allows to exclude N.g = 0 at high confidence, establishing an (indirect) evidence of the cosmic
neutrino background.

The effect of N.g on the CMB temperature spectra appears mainly on the damping tail. It is propor-
tional to the ratio between the angular scale of photon diffusion and the sound horizon, in turn propor-
tional to the square root of the Hubble parameter (sec. 2.5.3). There is thus a positive N.g-H correlation,
i.e. increasing the number of extra degree of freedom also increases the expansion rate and the recombi-
nation takes place earlier in cosmic history.

The posterior distribution for the N.g parameter is almost Gaussian. In this case, the profile likeli-
hood technique is not mandatory and one finds results equivalent to the MCMC analysis. They are thus
presented here using both techniques.

8.2.1 Temperature constraints

We start by analysing the constraint from the temperature HiLLiPOP likelihood in combination with
LowTEB at large scales. We measure (black profile in Fig. 8.11)

Ne = 3.77+0.55 (68%,HiLLiPOP TT +LowTEB), (8.4)

which is 1.40 higher than the standard 3.046. This result is slightly different from the official Planck
result that is 3.13 +0.32. Because of the N.g-H( correlation, our ACDM + N.g cosmology prefers a high
Hy value (the best fit is at 73.7 kms‘lMpc‘1 ), alow Q,, (0.278) and a high o3 (0.842). This results thus
alleviates the tensions with direct Hy measurements but increase the one, mentioned in sec. 8.1.7, with
weak lensing and cluster counts on og. Moreover, there is a positive correlation between N.g and the
spectral index n. Increasing the number of neutrino species induces more damping at small scales in the
CMB TT power spectrum, which can be compensated by an increase of n;. Our best fit value for ng, in
this ACDM + N.g cosmology, is indeed 0.992, 40 higher than the TT ACDM value of Table 7.2, which
could be a sign of residual foreground contamination. The high value of N.g, also tends to delay the
matter-radiation equality, enhancing the TT CMB power spectrum peaks and is thus positively correlated
to Q.h%. All these correlations can be observed in the correlation matrix displayed in Fig. 8.10, obtained
using our MCMC.

Note that the y?> improvement in this extended cosmology with respect to the standard ACDM is
better by only 2 units for an absolute value of 9949.7. The preference for the high value of Eq. 8.4 are
discarded changing the low-¢ information or adjusting the foregrounds. These solutions are investigated
below.

>Note that in this configuration, we can not search for massive sterile neutrinos since we are considering massless extra
degree of freedom.
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Figure 8.10: Correlation matrix obtained from the ACDM + N chains sampled using the HiLLiPOP
TT likelihood in combination with LowTEB. Note that N.g is strongly correlated with n;
and Q.h2.

Different low-¢ choices

We test the dependency of the estimate of N.g with respect to the low-¢ information. Either using a 7
prior or the lollipop likelihood (sec. 6.1.2), we now find values compatible with the standard 3.046 one
(Table 8.4 and Fig. 8.11). The two profiles are very similar. This is not surprising since the lollipop
likelihood is similar to a pure 7 prior (sec 6.1.2). Moreover, Neg influences the early universe and is thus
uncorrelated with a late time parameter like the reionisation optical depth. When the LowTEB likelihood
is used for the low-¢, however, the estimate of Ng increases, although most of the N.g constraint comes
from the high-£ tail of the temperature spectra®. This can be interpreted as a consequence of the low/high-
¢ tension in the TT power spectrum, discussed in chapter 7. Indeed, this is confirmed by the high value of
Neg found when the low-¢ temperature Commander likelihood is added to the 7 prior case (green profile
in Fig. 8.11).
Overall these results show that the N g estimate is not very robust to the low-¢ data choice.

The impact of foregrounds

In Fig. 8.12 we show the profile likelihoods for N.g obtained using our temperature likelihood, in combi-
nation with the LowTEB likelihood at low-¢, and adding different constraints on the foregrounds. First we
note that with the addition of the VHL data, both with (in red) or without SPT_1low (in blue), the results
show a ~ 1.50 discrepancy with the standard value of 3.046. Indeed, if the profile minimum positions

A similar effect is present for the P1ik likelihood where there is a ~ o increase in N, with respect to the case with a 7
prior.
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Data Ner (68% CL)
HiLLiPOP (TT) + LowTEB 377033
HiLLiPOP (TT) + tau prior + Commander 370703
HiLLiPOP (TT) + tau prior 3.0570%7
iLLi i 0.67
HiLLiPOP (TT) + lollipop 3.()3J_r0.52

Table 8.3: The values of the N ¢ parameter for different choices of the low-¢ information. The 7 prior is
the standard Gaussian prior 0.07 +0.02. The corresponding profiles can be found in Fig. 8.11.
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Figure 8.11: Profiles for the N g parameter for the HiLLiPOP (TT) likelihood in combination with dif-
ferent choices of the low-¢{ information. The black curve is obtained with the LowTEB
likelihood. The 7 prior case (standard Gaussian prior 0.07 + 0.02) is in red. The 7 prior +
Commander case is in green. The lollipop likelihood is also considered (in blue). The cor-
responding mean and errors can be found in Table. 8.3. The vertical dotted line indicates
the standard 3.046 value.

are slightly lower than in the TT alone case, the error bars are also tighter (Table 8.4). In Fig. 8.13 we
report the posterior distributions for the cosmological parameters in the ACDM + N.g case. As already
discussed, both TT alone (in red) and TT+VHL case (in green), have high values for the spectral index n;
and Q.h?, with respect to the ACDM cosmology’. Looking again at the correlation matrix of Fig. 8.10,
we remark a correlation between N, n; and Q.h? with the kSZ component. Hence, we sample the TT
HiLLiPOP likelihood, in the ACDM + N.g case, adding the prior on the SZ foregrounds of Eq. 7.19. As
discussed in sec. 7.3.1, this prior is extracted from the VHL data and constrains the degeneracy between
the kS Z and the £S Z components. The resulting posterior distributions for the cosmological parameters
are shown in yellow in Fig. 8.13. The prior drives the cosmology closer to the ACDM case (lower values
of ng and Q.h%, and a higher value for 6y), pushing N.g toward its standard value. This shows that, when
we open up the parameter space, the poor control on even small residual foreground contaminations can
play a role on our estimates. Mostly constrained by the temperature damping tail, N.g is especially sensi-
tive to temperature foregrounds. Hence, we do not consider this results as being robust enough and, in the

"Note also that even with N, free, there is a discrepancy on the estimate of €,4? between TT and TT+VHL, as mentioned
in sec. 7.3.1
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Figure 8.12: Profile likelihoods of the N.g parameter obtained using the HILLiPOP TT likelihood in
combination with the LowTEB for the low-£, and with different choices for the high-¢:
addition of the VHL (in red), addition of VHL but excluding SPT_low (in blue), using the
prior on the SZ foreground of Eq. 7.19 (in green). The TT+LowTEB case of Eq. 8.4 is
shown in black for comparison. Means and error bars can be found in Table 8.4.

following section, we report the constraint from polarisation, where the contamination from foreground
is much smaller.

Data Negr (68% CL)
HiLLiPOP (TT) + LowTEB 3.77+0.55
HiLLiPOP (TT) + LowTEB +VHL 3.52+0.30
HiLLiPOP (TT) + LowTEB +VHL -SPT_low  3.41+0.31
HiLLiPOP (TT) + LowTEB + prior SZ 3.18%032

Table 8.4: Means and errors on N.g obtained with the profile likelihood technique using the TT
HiLLiPOP likelihood in combination with other datasets. These numbers correspond to
Fig. 8.12.

8.2.2 Polarisation results

We analyse the constraints coming from polarisation. In Fig. 8.14, we report the results for the TE and
EE. Due to the low signal to noise ratio, the EE result is only a weak constraint compatible with 3.046 at
~ lo level.

The TE based constraint is, on the contrary, even statistically better than the TT one thanks to the
lower impact of foregrounds, and it will be considered as our baseline

Ne = 2.897025  (68%,HiLLiPOP (TE) + LowTEB). (8.5)

8.2.3 Robustness of the TE result

We would like to assess how robust the constraint coming from the TE spectra is. We first test the impact
of the low-¢ information used. The HiLLiPOP TE likelihood in combination with a T prior or with the
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Figure 8.13: Posterior distributions for the cosmological parameters in the ACDM + Nt case. The
combination HiLLiPOP TT + LowTEB is in red. The case where the VHL likelihood has
been added is shown in green. The case where the “very high-£” constraining power on
foregrounds is mimicked by a prior on the SZ residuals (Eq. 7.19) is in yellow.
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Figure 8.14: Profile likelihood for HiLLiPOP likelihood in combination with the LowTEB at low-£. The
results are are shown in black for TE and in red for EE. The asymmetry of the EE limit
comes from the underline neutrino model assumed. We are, indeed, considering two mass-
less and one massive (0.06 eV) active neutrino, so N.g, in CLASS, is greater than one by
definition.
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Figure 8.15: (a) Profiles for the N.g parameter for the HILLiPOP TE likelihood in combination with
different choices of the low-¢ information. The black curve is obtained with the LowTEB
likelihood. The 7 prior case (standard Gaussian prior 0.07 + 0.02) is in red. The lollipop
likelihood is also considered (in blue). The corresponding mean and errors can be found in
Table. 8.5. (b) Posterior distribution of the N.¢ parameter obtained with different prior for
the polarised dust parameter A3" : standard prior (black), no prior (blue), ATE fix at one
(yellow) or at zero (red).

lollipop likelihood gives the results of Table 8.5 and Fig. 8.15(a). As for temperature, the estimates are
lower than the LowTEB case but still compatible at ~ 1o~ level with the standard 3.046 value.

We have used the polarisation results to get rid of the residual foregrounds present in temperature.
Indeed, in TE, the only expected contamination comes from polarised dust emission, which is low (chap-
ter 5). In Fig. 8.15(b), we show that the N.g estimate is indeed very stable to various choices for the prior
used for the dust. Even in the case where the dust is completely neglected (in red).

Data Negr (68% CL)
HiLLiPOP (TE) + LowTEB 2.89+048

HiLLiPOP (TE) + tau prior 2.49 +0.46
HiLLiPOP (TE) + lollipop 2.50 + 0.46

Table 8.5: The values of the N.g parameter for different choices of the low-¢ information. The 7 prior
is the standard Gaussian prior 0.07 + 0.02. The corresponding profiles can be found in
Fig. 8.15(a).

8.2.4 Our best constraint

To further improve the N.g constraint, we add the distance measurements of chapter 6. Indeed, an
increase in Neg, not only increases the expansion rate so that the universe is younger at recombination,
but also increases H(z) at lower redshift. Therefore adding BAO and Supernovae data, we obtain a
20% error bars reduction in Neg. The profile likelihood results can be found in Fig. 8.16 and related
numbers in Table 8.6. The addition of late time distance measurements also allows to get rid of the low-¢
dependency: the results using a 7 prior or lollipop are now compatible, and consistent with the standard
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scenario. The HiLLiPOP TE result in combination with LowTEB likelihood reads
Ner = 3.03*031  (68%,HiLLiPOP TE + LowTEB + BAO + JLA). (8.6)

This result excludes Neg = 4 at more than 99% CL.

Data Neg (68% CL)
HiLLiPOP (TE) + LowTEB + BAO+JLA 3.03%03
HiLLiPOP (TE) + lollipop + BAO+JLA 2,950

Table 8.6: Results from the profile likelihood analysis of the N.g parameter using the TE HiLLiPOP
likelihood in combination with others. Relative profile can be found in Fig. 8.16.
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Figure 8.16: Profile likelihoods of the N.g parameter using the TE HiLLiPOP likelihood. In black is
shown the Planck alone value obtained when adding the LowTEB likelihood at low-£. In
red the final result with the addition of BAO and Supernovae. In blue, the combination
with the lollipop likelihood is also shown for comparison. Means and errors can be found
in Table 8.6.

Conclusions

In this chapter we have presented the separate constraints on the two parameters Xm, and N.g. For the
former we have highlighted, with the help of the profile likelihood technique, a dependence on the A
parameter that need to be properly treated since it causes either a overoptimistic limit for Xm, or a weak
preference for a non zero neutrino mass. It is however the addition of BAO and Supernova data that drives
the constraint to a rather stable upper-limit. For Neg, the temperature only constraint is sensitive to small
foreground residuals in the data and we have thus decided to use the competitive and less foreground
dependent TE constraint. The results are compatible with the standard ACDM scenario.
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The Planck satellite, in service from 2009 to 2013, has produced a high-quality measurement of the
anisotropies of the Cosmic Microwave Background that will continue to be scientifically explored in the
years to come. The work described in this thesis, has been done simultaneously to the treatment and
release of the 2015 full mission temperature and polarisation data, and is focused on the estimation of
the energy content and the evolutionary properties of our universe, encoded in a set of cosmological pa-
rameters € of the big bang model. The CMB is, indeed, a unique probe from which all these parameters
can be estimated consistently.

In this thesis, the Planck data are used to construct the HILLiPOP likelihood function from CMB
power spectra, L(C¢(€2),¥), where ¥ accounts for all the astrophysical and instrumental effects. The
design of this high-¢ likelihood is described in details. The likelihood compares data and models on the
basis of the cross-power spectra that are estimated from the high resolution HFI 100, 143 and 217 GHz
maps. Although the lower HFI frequencies are dominated by the CMB signal, an unbiased estimation
of the underlining properties of the universe needs a careful treatment of the foreground emissions, both
in temperature and polarization. Hence, frequency dependent masks are applied to the maps to limit
these contaminations. The correlations between modes and multipoles that appear due to the complex
masking, are encoded into the covariance matrix, that is estimated semi-analytically and is tested with
Monte Carlo simulations. Even after this careful masking strategy, the likelihood has to account for as-
trophysical foreground residuals. These include mainly thermal radiation from diffuse Galactic dust both
in temperature and polarization. In temperature, point sources, CIB and SZ effect are also considered.
Physically motivated templates are used. Different choices for these templates have been tested as well
as their effect on cosmological and instrumental parameters.

Once the likelihood is designed, the conventional approach for parameter estimation is based on
Bayesian inference. In this methodology the likelihood is multiplied by some priors (encoding the a-
priori knowledge on the parameter of interest) leading to a posterior distribution. A sampling of this pos-
terior distribution is done using Markov Chains Monte Carlo (MCMC). The standard Metropolis-Hasting
algorithm converges slowly and needs long and computationally costly pre-tuning of the proposal distri-
bution. In this thesis is described the implementation of an Adaptive MCMC code where an on-the-fly
adaptation of the proposal matrix is performed, allowing to bypass the pre-tuning phase and to squeeze
the computational time needed for proper convergence of the algorithm. This method is extensively used
in the analysis to obtain cosmological parameters posterior distributions.

Although widespread in cosmology, Bayesian methods have some limitations: it is difficult to find a
consistent choice for priors and some volume effects may arise from the projection of a multidimensional
space onto only one direction when estimating the error on individual parameters. Unlike the Bayesian
ones, Frequentist methods have some interesting properties such as the invariance of the maximum like-
lihood estimate with respect to the choice of the set of cosmological parameters. For most parameters
with near Gaussian distributions, the two methods give comparable results. We show that this is true also
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for the sum of the neutrino masses, where the presence of the physical boundary requires some dedicated
techniques.

The combination of the Planck experimental measurements, of the accurate theoretical predictions
resulting from the CLASS Boltzmann Code, and of the aforementioned statistical tools, allows to set tight
constraints on the cosmological parameters, revealing good consistency between the data and the stan-
dard ACDM cosmological model. Several results are given, using both methodologies and combining
our likelihood to other cosmological datasets. An example is reported in Table ??. The level of precision

par value

Q,h? 0.0221 + 0.00018
Qcamh’® 0.119 + 0.0012
1006 1.042 + 0.00037
T 0.0641 + 0.016
log[10°A,] 3.052 + 0.031

ng 0.966 + 0.0039
Hy 67.72 + 0.52

Q,, 0.307 + 0.0070

Table 8.7: ACDM cosmological parameters obtained using the temperature HiLLiPOP likelihood in
combination with LowTEB, VHL and BAO and JLA data.

of the likelihood enables us to identify subtle residual systematic effects in the data. The temperature
spectra, for example, contain more lensing than expected within a ACDM model, resulting in a 20 devi-
ation from unity for the A; parameter. We show that this preference for a high Ay, translates, in a high
value of the optical depth 7 (and A; as a consequence of the 7-A; degeneracy), in tension with the low-¢
estimate coming from polarisation alone measurements.

The addition of small scale data from the ground based experiments ACT and SPT, regularises the
Al issue

AL = 1047008 (68%,HiLLiPOP (TT) +LowTEB +ACT/SPT),
and, consequently the tension between the low- and high-¢ estimate of 7, driving it back to a lower value
7 =10.060 = 0.017 (68%,HiLLiPOP (TT) +LowTEB + ACT/SPT).

Letting the sum of neutrino mass Xm, free, the overestimation of lensing drives the constraint on the
absolute scale of neutrino masses to artificially low value. On the other hand, the A; regularisation
points toward a weak preference for a neutrino mass with a minimum of the y? around 0.3 eV. This
non-significant preference is erased if the BAO and the Supernova data are added. Our robust constraint,
reads

Xm, <0.20eV (95%,HiLLiPOP (TT,EE,TE) + LowTEB + ACT/SPT + BAO/JLA).

We also investigate the constraint on the number of effective neutrinos, i.e. the energy density of
any relic particle, other than photons, still relativistic at decoupling. We show how the temperature
results, although consistent with the standard 3.046 values, have a dependency on the residual foreground
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modelling. Since it is almost independent of the foregrounds, the competitive constraint coming from
the TE spectra, is then considered more robust.
Our best constraint, again with the addition of BAO and Supernovae data is

Ner = 3.03*031  (68%,HiLLiPOP (TE) + LowTEB + BAO + JLA).

This result excludes Neg = 4 at more than 99% CL.
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Appendix A

Planck products

Here we briefly revise some of the Planck products, namely the catalogue of compact sources, the clusters
catalogue (sec.A.1) and the component separation maps (sec.A.2).

A.1 Catalogues

From the Planck data is possible to produce catalogues of compact sources or clusters. For our analysis

is important to treat these emissions in order not to bias the estimation of cosmological parameter as
discussed in chapter 5.

A.1.1 Catalogue of Compact Sources

Figure A.1: Sky distribution (in Aitoff projection) of the PCCS sources at three different channels: 30
GHz (pink circles); 143 GHz (magenta circles); and 857 GHz (green circles). (Planck
Collaboration. XXVIIIL. 2014).

The Planck Catalogue of Compact Sources (PCCS) (Planck Collaboration. XXVIIIL. 2014) is a sam-
ple of reliable Galactic and extragalactic sources (non thermal radio sources and thermal sources), ex-
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Table A.1: Planck Catalogue of Compact Sources (PCCS) characteristics. Adapted from Planck Collab-
oration. XXVIIL. (2014).

Freq. (GHz) 30 44 70 100 143 217 353 545 857
S/N threshold:
Full sky 40 40 40 46 4.7 4.8
Extragalactic zone ... 4.9 4.7 4.9
Galactic zone 6.0 7.0 7.0

Number of sources 1256 731 939 3850 5675 16070 13613 16933 24381

tracted directly from the nominal mission maps'. The total number of sources in the catalogue ranges
from 1256 at 30 GHz to 24381 source at 857 GHz (TableA.1). Compact sources are detected in each fre-
quency maps by looking for peaks after convolving with a linear filter that preserve the amplitude of the
source while reducing large scale structure and small scale fluctuation in the vicinity of the sources. In
particular for the HFI high frequency channels, ad-hoc techniques (e.g. combinations of S/N and y? be-
tween observed and predicted behaviour of the source, studies of nearby pixels for rejecting artefact not
removed by the filter) have been implemented to reduce the number of spurious detections with minimal
impact on the number of real sources found (Planck Collaboration. XXVIIIL. 2014).

The source selection for the PCCS is made on the basis of S/N. Since background properties vary
substantially with the frequency and the sky direction, the S/N has been adapted to each case. At 100,
143, and 217 GHz, the S/N needed to achieve the reliability goal of 80% is determined defining an
extragalactic zone (48% of the sky) but then applied all-sky. This is not the case for the higher frequen-
cies where there is the need to control confusion from Galactic cirrus emission (Planck Collaboration.
XXVIIIL. 2014). The filamentary structure of Galactic cirrus at small angular scales is often visible as
knots in Planck maps. To control their spurious detection, different S/N cuts have been chosen for the
Galactic and extragalactic zone. S/N cuts are summarised in TableA.1.

Cirrus emission at 353 GHz is relevant for the construction of an adapted mask for cosmological
parameter estimation and has an impact on our dust model as discussed in sec.5.6.1.

A.1.2 Catalogue of clusters

The 2015 release includes also a catalogue of SZ sources (PSZ2; (Planck Collaboration. XXVII. 2015)),
based on the full mission data and, at present, the largest SZ-selected sample of galaxy clusters. It
contains 1653 detection, of which 1203 are confirmed with external datasets.

The galaxy clusters are the most massive formed structures and their evolution with mass and redshift
is a sensitive cosmological probe of the late-time universe. They are composed of dark matter but also
stars, cold gas and dust in galaxies, and a hot ionised intra-cluster medium (ICM). The ICM, which
is the majority of the baryonic material by mass, emits in the X-rays via thermal bremsstrahlung and
line emission, and boosts in energy the cosmic microwave background photons via inverse Compton,
causing a redshift-independent spectral distortion of photons reaching us along the line of sight to the
cluster (the thermal SZ, see sec.1.3.6). X-ray surveys (like ROSAT) are unique in their purity but they
suffer from selection biases that favour low-redshift systems, due, for example, to flux limitations. On the
contrary SZ surveys provide a nearly mass-limited census of the cluster population at high redshift, where
abundance is strongly sensitive to cosmological parameters. The SZ survey observable is the spherically
integrated Comptonisation parameter (Ysz) which is related to the integrated electron pressure and hence

'Tt will also be extended and upgraded for the latest release.
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the total thermal energy of the cluster gas, that correlates to the mass (Planck Collaboration. XXVIIL.
2015).

Galaxy clusters provide unique constraints on the normalisation of the matter density fluctuations
(0g), the mean matter density (€2,,), and on extensions of the minimal model including the dark energy
sector and neutrinos (Planck Collaboration. XXIV 2015).

A.2 Component separation maps

Component separation deals with the extraction of actual CMB signal from the measured maps. Although
not used for cosmological parameter estimation, these maps are useful for the reconstruction of the
gravitational lensing (chapter 6), of the Integrated Sachs—Wolfe effect (ISW), or for the constraints on
non-Gaussianity and isotropy and statistic. In Planck, four component separation algorithms are used
and good consistency between them is found in both temperature and polarization (Planck Collaboration.
IX. 2015). In Fig.A.2 results in temperature from the four different algorithm are shown, clearly visually
consistent outside the mask. In polarization, on angular scales grater then 10° (¢ < 20), systematics are
non negligible compared to the expected cosmological signal. Polarization maps for the 2015 release has
then been high-pass filtered to remove large angular scales. Residual systematics have been dramatically
reduced from 2013 and the 2016 planned release will include all angular scales.

Commander NILC

Figure A.2: Component-separated CMB temperature maps at full resolution, FWHM 5’ , Ng;q. = 2048.
(Planck Collaboration. IX. 2015).

The four methods for component separation are described in Planck Collaboration. XII. (2014) and
Planck Collaboration. IX. (2015). Here we just briefly summarise their main characteristics.

There are two types of methods: methods assuming only knowledge of the blackbody spectrum, with
few hypothesis on the shape of foreground emissions, and minimising the variance of the CMB compo-
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nent (NILC and SEVEM); and methods with explicit parametrisations of the CMB and the foreground
models (SMICA and Commander).

NILC Itis an implementation of the Internal Linear Combination (ILC) method in the needlet domain.
The ILC methods, first proposed for foreground cleaning in the analysis of COBE data, combine multi-
frequency observations to extract the CMB, in general in the spherical wavelet domain. The methods
assume that the amplitude of CMB emission is frequency independent in thermodynamic units and that
CMB fluctuations are not correlated to foreground signals. The CMB is then estimated as a linear com-
bination of sky maps such that the variance of the estimate is minimum. NILC uses needlets, a special
type of spherical wavelets with good localisation in both pixel space and harmonic space. Needlets have
compact support in the harmonic domain, while still being very well localised in the pixel domain (De-
labrouille et al. 2009). The extension to polarization is achieved performing separation also on E and B
modes.

SEVEM The Spectral Estimation Via Expectation Maximisation produces CMB maps cleaning fore-
ground emissions with template subtraction directly in map domain. The coefficients in front of each
template are obtained such that the the final CMB maps have minimum variance. In practice, foreground
templates are constructed by differentiating pairs of maps at different frequencies to subtract the CMB
contribution. Operating in the map domain, the extension to polarization of this algorithm is more natural
with the direct inclusion of Q and U maps.

SMICA This method reconstructs a CMB map as a linear combination in the harmonic domain of n
input frequency maps with weights that depend on multipole £. In SMICA (Spectral Matching Indepen-
dent Component Analysis) the model for the data is a superposition of CMB, noise and foregrounds.
The latter are not parametrically modelled; instead, the total foreground emission is represented by d
templates with arbitrary frequency spectra, angular spectra and correlations. Using a maximum likeli-
hood approach, the best fit values for the arbitrary parameters (the emission law can be supposed known
only for one or more components, fixing a model for all the others) that are used to construct the model
are found (semi-blind analysis). These are then used to calculate the different weights to combine the
frequency maps in the spherical harmonics domain to produce the final CMB map. Maps of the total
foreground emission in each frequency channel can also be produced. As for NILC the extension to
polarization is done performing separation directly on E and B modes.

Commander This is a Bayesian parametric method that works in the map domain. The algorithm is de-
scribed in some more details in sec. 6.1.1. Physical parametrisation in terms of amplitude and frequency
spectra are chosen and then a joint solution for all components is obtained by sampling from the posterior
distribution with a Gibbs algorithm. Bayesian sampling methods are described in chapter 4.

This richness in frequencies allows to separate the various foregrounds. Hence, adopting specific
models for the different components, a set of maximum-posterior astrophysical parameter maps is ob-
tained (Fig.3.14) for the various foreground emissions (Planck Collaboration. X. 2015). Fig.3.15(a) and
3.15(b) provide an overview of the main components in temperature and polarisation in terms of the
brightness temperature rms.

Component separation methods has limitations in the cosmological parameter estimation with respect
to the likelihood approach used in this thesis. For example, they do not take into account calibration and
beam uncertainties. Commander and SMICA fit only for relative calibration between frequency channels,
but uncertainties from this process are not propagated into the maps. NILC and SEVEM assume perfect
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calibration for the frequency channels (Planck Collaboration. IX. 2015). The likelihood approach de-
scribed in chapter 5 is more suited for precision cosmology and does take into account also these kind of
uncertainties.

Component separation maps obtained via the Commander algorithm are discussed in sec.3.5.
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