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Imagerie par interférométrie cohérente
en dynamique des fluides

Résumé

La présente recherche vise a développer des algorithmes d’imagerie par interférométrie
cohérente (CINT) pour localiser des sources et des réflecteurs dans des applications im-
pliquant des écoulements. L’imagerie CINT s’est avérée efficace et statistiquement stable
dans des milieux inhomogenes au repos, ol les techniques classiques d’imagerie, telles que la
migration de Kirchhoff (KM), peuvent éventuellement échouer en raison de leur manque de
robustesse statistique. Nous visons a étendre ces méthodes aux milieux en mouvement inho-
mogenes, car elles concernent 1'aéroacoustique, ’acoustique atmosphérique et sous-marine,
la propagation des infrasons, voire I’astrophysique. Dans ce rapport de theése, nous abor-
dons & la fois le probleme direct de la modélisation de la propagation des ondes acoustiques
dans un écoulement ambiant hétérogene et aléatoire, et le probléeme inverse de la recherche
de la position de sources ou de réflecteurs par 'algorithme CINT mis en ceuvre avec les
traces des ondes acoustiques qui ont traversé I’écoulement.

Mots-clefs: Imagerie par interférométrie cohérente, ondes acoustiques, écoulement aléatoire.

Coherent interferometric imaging
in fluid dynamics

Abstract

The present research is aimed at developing coherent interferometric (CINT) imaging algo-
rithms to localize sources and reflectors in applications involving fluid flows. CINT imaging
has been shown to be efficient and statistically stable in quiescent cluttered media where
classical imaging techniques, such as Kirchhoff’s migration (KM), may possibly fail due to
their lack of statistical robustness. We aim at extending these methods to inhomogeneous
moving media, for it has relevance to aero-acoustics, atmospheric and underwater acous-
tics, infrasound propagation, or even astrophysics. In this thesis report we address both the
direct problem of modeling the propagation of acoustic waves in a randomly heterogeneous
ambient flow, and the inverse problem of finding the position of sources or reflectors by
the CINT algorithm implemented with the traces of the acoustic waves that have travelled
through the flow.

Keywords: Coherent interferometry imaging, acoustic waves, random flow.
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Introduction

The purpose of imaging techniques is to estimate the location of one or more sources
and/or reflecting structures with a passive or an active array of sensors, respectively. Co-
herent INTerferometry (CINT) shall be considered for imaging in cluttered media from the
time traces of echoes recorded at a remote array [77|. Here clutter means that the propaga-
tion medium (e.g. water, turbulent flow, stratified flow...) is perturbed by inhomogeneities
that are unknown and cannot be estimated in detail. Its main effect is to induce large
delay spread, or coda, to the recorded time traces in regimes where significant multiple
scattering of the acoustic waves by the clutter occurs. In the envisaged applications, the
size of the targets to be imaged and the typical correlation lengths of the clutter shall be
comparable to the carrier wavelength of the probing pulses. In this work we are more par-
ticularly interested in the propagation of acoustic waves in a stratified, heterogeneous flow
and the possible localization of sources by these wave fields using the CINT approach. It
is therefore understood that we are not interested in the amplitudes when we talk about
imaging techniques and more specifically about CINT. Although the developments are fo-
cused on applications to aeroacoustics and/or underwater acoustics, this technique has a
clear dual feature. Indeed, it has potential direct extensions in e.g. structural health mon-
itoring, seismic or medical imaging among others [93], provided of course that the relevant
space-time scales have been correctly adjusted. More particularly, we have in mind the
experiments carried on by Candel et al. [41443] more than forty years ago at the low speed
open wind tunnel of the Von Karman Institute. It offers a 3 m initial jet diameter and a
maximum flow velocity of 60 m.s~! in an anechoic environment whereby acoustic reflections
are partially suppressed. A sound source is placed inside the free jet and the acoustic field
transmitted by the shear flow is explored at the outer of the jet.This typical configuration
is illustrated by the sketch of Fig. [1| where S is the position of the source, P is the position
of a microphone, 0 is the position of the trailing edge of the jet duct, and Uy and Us are the
high and low-speed side free-stream velocities respectively. A photo of DGA’s CEPRA 19
facility is also displayed, since it is very much similar to the experimental setup described
in [41H43]. As the acoustic waves travel through the turbulent mixing layer and shear flow
they are convected, refracted and scattered resulting in a change of directivity, phase and
amplitude modulation, and a spectral re-distribution of the acoustic energy over a band of
(sufficiently high) frequencies around the tone frequency of the source-the so-called ”spec-
tral broadening” or ”haystacking” effect in the literature; see e.g. [1,/16] and references
therein. It is illustrated for example by the far-field power spectral density (PSD) of the
pressure field recorded at the outside of the jet, which exhibits side lobes induced by the
turbulent structures of the flow and a progressive energy decrease afterwards. The results
obtained by Candel et al. [41] are shown on Fig. [2| where the PSD of the scattered pressure
field for different values of the tone frequency fy of the acoustic source are displayed. A
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Figure 1 — Anechoic wind tunnel with open-jet test section (nozzle exit @ = 2-3m, Uy < 100
m/s); the configuration at CEPRA 19 [50] (left) and a sketch of the experiment (right).

Large Eddy Simulation (LES) consisting in calculating only the larger scales of both the
turbulent flow and the acoustic field, and using a dedicated model for the smaller scales, has
been recently presented in . These results are displayed on Fig. [2| as well. In the mean
time numerous theoretical and numerical studies have been carried on to both understand
the main physical phenomena in acoustic wave propagation in shear layers, and simulate
the interaction between acoustic waves and turbulent flows. Several of them are reviewed

in and references therein, among many other works. Our aim in this

research is twofold:

— First, one intends to develop analytical models of acoustic wave propagation in strat-
ified random flows to obtain the main features of the transmitted waves and their
PSD (direct problem); these models should be able to describe the aforementioned
spectral-broadening effect and PSD shapes.

— Second, one intends to use the previous results to develop a CINT imaging tech-
nique in shear flows to localize acoustic sources from these waves, for applications in
aeroacoustics and underwater acoustics for example (inverse problem).

In both instances we rely on some existing theoretical results on the propagation of waves
in stratified media , and extend these analyses to the consideration
of a convective flow, possibly with random characteristics.

CINT imaging is based on the back-propagation of local space-time empirical cross-
correlations of the array data, namely the recorded pressure fields at the near free-surface
of an half-space or a random slab [72,[74,[75]. Imaging of sources or reflectors in smoothly
varying background media is efficiently done with Kirchhoff , or reverse-time migration
[120] when the background velocity is known or can be estimated. In cluttered environments
however, Kirchhoff migration does not work well since it produces images with speckles
which are difficult to interpret. These images are also statistically unstable, in the sense
that they depend on the realization of the clutter. This is because the phases of the
measured waves are shifted with respect to the deterministic, unperturbed phase in the
presence of the unknown clutter. Consequently, when these recorded data are numerically
back-propagated in a homogeneous or smoothly varying medium, the phase terms do not
compensate each other at the source location, resulting in instability and loss of resolution
in the image. The original idea of CINT is to correct this effect by considering empirical
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Figure 2 — Power spectral density (PSD) of the scattered pressure field at the outside of
the turbulent mizing layer (M =~ 0.2, Re ~ 1200); experimental results after [41] (left) and
numerical simulation (—) compared to experiments (o) for fo =15 kHz after [16] (right).

cross-correlations of the data. Indeed, considering recorded data for nearby frequencies and
nearby locations of the receivers, their random phase shifts remain similar, or in a way,
correlated. Consequently, if the space and frequency correlations (products) between these
data are formed, the random phase shifts roughly cancel each other. In such a case, the back-
propagation of these products in a smoothly varying medium should be statistically stable.
Thus the CINT imaging function assembles pairs of receivers and frequencies for which the
corresponding recorded data are presumably coherent, and removes those pairs that do not
bring any information. This strategy introduces some crucial cut-off parameters, namely the
decoherence length and the decoherence frequency. They are defined as the limits beyond
which coherence between the data at pairs of frequency and locations are considered as
lost. At this stage, the approach however raises the difficulty of estimating these windowing
(cut-off) parameters, which are in fact related to the clutter. Consequently, an adaptive
version of the CINT algorithm has been proposed [26,127], that estimates the decoherence
parameters during the image construction process by optimization of an objective function
quantifying the quality of the image in formation. This approach has shown to be very
efficient in the localization of point sources and reflectors in cluttered media, but the results
presented in the open literature have been limited to two-dimensional, motionless media to
our knowledge.

Outline of the thesis

In Chapter [I| we review several results of the literature concerning acoustic wave prop-
agation and imaging in quiescent and moving random media. In Sect. we summarize
the basic setting of acoustic wave propagation in a stationary ambient flow starting from
the Navier-Stokes equations, and write in this context the linearized Euler’s equations in
Sect. Lighthill’s equation in Sect. and Lilley’s equation in Sect. We also
present a global form of the problem of acoustic wave propagation in a layered medium in
Sect. Then important definitions of the autocorrelation function and the power spec-
tral density of a stationary stochastic process are recalled in Sect. After that random
media or flows are considered in Sect. We present the experimental context of wave
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propagation in an anechoic open jet wind in Sect. and then we describe in Sect.
the Born approximation, an approach often used to solve wave propagation problems in
random media or random flows. We finish this section by presenting two other approaches,
the ODA theory in Sect. and the radiative transfer theory in Sect. The end of
this first chapter shows numerical methods used for the simulation of acoustic wave prop-
agation in random flows in Sect. and introduces the CINT imaging technique and its
context in Sect. [LAl

In Chapter [2] two models of acoustic wave propagation in random stratified flows are
developed. In Sect. we extend the analysis presented in Sect. to the case of an
unsteady inhomogeneous flow. In Sect. we specialize further on the results seen in
Sect. to the case where the ambient quantities do not depend any longer on the vertical
coordinate. We obtain a fully explicit integral representation of the transmitted pressure
field. In Sect. we turn back to the horizontally stratified case considering random
perturbations of the ambient bulk modulus. Again, we obtain a fully explicit integral
representation of the transmitted pressure in terms of a random transmission coeflicient
of which moments are thoroughly characterized. In Sect. [2.4] we consider the situation
where the ambient flow velocity is randomly perturbed and obtain an explicit form of the
power spectrum of the transmitted pressure field. We can recover by our approach the
experimental results of [41-43], at least qualitatively.

The CINT imaging algorithm is developed in Chapter [3] After presenting the problem
in Sect. we introduce the standard Kirchhoff migration technique in Sect. the
CINT imaging technique in the absence of a flow in Sect. and propose a modification
of these algorithms to account for the flow. Then we describe the numerical method (the
discontinuous Galerkin finite element method implemented in the code SPACE [60]) and
the numerical setup in Sect. We validate our solver in a homogeneous medium at
rest and then we reproduce the results of the literature [24,27] with the case of a random
medium at rest in Sect. [3.3] Finally we treat the cases of a random medium subjected to
a homogeneous speed in Sect. and then subjected to a random speed in Sect. to
compare KM and CINT in the presence of a flow. Finally we obtain some results for the
case of imaging through a turbulent jet calculated by CFD in Sect.
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Chapter 1

Acoustic waves in quiescent and
moving random media

In this chapter we will present the framework in which the work done during these three
years of research is inscribed. After introducing several models of acoustic wave propagation
in quiescent and moving ambient media, we will focus on the experiments carried out in the
70s by Candel and his co-workers around the scattering of acoustic waves by a turbulent
shear layer. Then we will present several numerical methods to simulate the propagation of
acoustic waves in random flows, and more particularly the simulation of these experiments.
Finally, we will present some work done on source localization in quiescent random media
that inspired us in the context of a possible generalization to randomly heterogeneous flows.

1.1 Acoustic waves in a stationary flow and quiescent layered
medium
First, we introduce the notations as well as the context of the fluid mechanics equations

that we consider. We also present several models of acoustic wave propagation in quiescent
and moving media, such as stationary flows.

1.1.1 Linearized Euler equations

We start by considering the Navier-Stokes equations for a compressible fluid flow. The
mass, momentum, and energy conservation equations for that flow read:

d
d—fz—gv‘v—i—m,
dv
o=V -otof, (1.1)
d
QTjizT‘V”T—V'Q+QQ,
where: p 5

is the convective derivative with V = (a%, 8%, %), A:B=Tr(AB") = Zz‘j'AijBij is the
tensor scalar product of second order tensors A and B, 7 : Vo' = Zij Tija—ﬁ;, and:

13



14 CHAPTER 1. ACOUSTIC WAVES IN QUIESCENT AND MOVING RANDOM MEDIA

— wv(r,t) is the fluid velocity, o(r,t) the density, T'(r,t) the temperature, s(r,t) the
specific entropy, and q(r,t) the heat flux vector at the position 7 = (z,y, z) and time
t;

— o(r,t) = —p(r,t)I + 7(r,t) is the stress tensor, I is the identity matrix, p(r,t) is
the (static) fluid pressure, 7(r,t) is the viscous stress tensor;

— m(r,t) is the specific mass source per unit time, f(7,t¢) is the force per unit mass
exerted on the fluid (neglecting gravity), and Q(r,t) is the heat production per unit
mass.

For an ideal fluid in which there is no friction (7 = 0), no heat conduction (g = 0), and no
heat production (@ = 0), these conservation equations then read as the Euler equations:

do
dt
dv
dt
ds
dt

=—oV-v+m,
1

— vty (1.2)
0

=0.

This shows that the flow is isentropic (i.e. each fluid particle has constant entropy), and
by the equation of state p = p™ (o, s):

dp  odo 2 _82?#
dt_cdtv C(,S)— 8@ ’

S

(1.3)

where c is the adiabatic speed of sound. For a perfect gas for example, the equation of
state po~7 = C along particle paths, where the constant C' may differ for each particle in
isentropic flows, yields ¢> = yp/o. The foregoing Euler equations are linearized about an
unperturbed, stationary flow for which the pressure, fluid velocity, and fluid density do not
depend on time. The are denoted by po(r), vo(r) and go(7) respectively, such that:

(vo-V)oo =—00V - vy,
(vo - V)vg = ——Vpp, (1.4)
(vo - V)po = c§(vo - V)oo.

Here ¢y stands for the sound velocity not influenced by the waves. Linearization consists in
considering that the actual flow is a perturbation (¢/,v’,p’) of the stationary flow generated
by the mass m and force f injected to the fluid:

o(r,t) = oo(r) + o' (r,1),
v(r,t) = vo(r) +v'(r,t),
s(r,t) = so(r) +5'(r,1),
p(r,t) = po(r) +p'(r,1),
E(r,1) = A(r) + () (1)

The primed quantities p’, v’, o', and (¢?)’ are the acoustic pressure, fluid velocity, density,
and speed of sound, respectively, of which non-linear contributions to the Euler equations
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above are assumed negligible. In other words, these quantities are first-order increments of
the zero-th order stationary quantities. They satisfy the following linearized Euler equations
(LEE):

/

d
—Q—F('v’-V)gg:—Q’V-vo—goV-v’+m,

dt
d/v/ , Q, 1 , (15)
— -V =—-Vpy— —V
o T V)vo 7 VP 5 VP +f,
with the convective derivative modified to:
d 0
% = a + Vo V.
The linearized equation of state reads:
dp’ do’
d% +v' - Vpy=ch (di)f +v - VQ()) + (A)vy - Voo . (1.6)

Assume first that in the absence of perturbations (waves) the fluid is at rest, i.e. vg = 0.
Then Vpy = 0 and:

00

a = —V (QOU/)+m,
' 1 , (1.7)
Fre —ng +f,
with: oy 0y
8—2:(;3 (£+v'-VQo>

from the linearized equation of state. The operators % and V- commute (whereas % and

V- do not in general), hence the non-homogeneous acoustic wave equation reads |1§]:
1 0%

1_, om

00 - E

If the background flow velocity vg is a non vanishing constant, then Vpg = 0 again and
vg- Voo =0. % and V- can be commuted in this particular case, yielding the convected
wave equation [21]:

d (1dp 1, dm
—|=s—) -0V -|—V =——0V-Ff. 1.9
dt(q% dt) 2 <QO p> o oV (1.9)
This equation can be written as:
L(p';wo) = S(wy), (1.10)
with:
d (1dp 1
L(p'swo) = — (gp) ~ 0V~ (Vp’> :
dm
S =— — .
(wo) = — — 0V - f,

where wo = (v, 00, o). We will see later that other models can be written as above, and
in Sect. we show how we can solve this form of equation.



16 CHAPTER 1. ACOUSTIC WAVES IN QUIESCENT AND MOVING RANDOM MEDIA

1.1.2 Lighthill equation

In Lighthill’s work [941/95], a subsonic turbulent airflow of relatively small spatial extent
VY embedded in a uniform quiescent atmosphere, is considered. Such a situation arises for
example for the flow in a jet, which is the main application we have in mind in this work.
The speed of sound ¢y, pressure pp, and density gp in this atmosphere (denoted with a
subscript 0) are constant. The so-called Lighthill’s acoustic analogy consists in realizing
that at large distances from the turbulent region V), the density fluctuations o' = o — 0o,
where o is the density of the real fluid and o’ is not necessarily a first-order term with
respect to g, ought to behave like acoustic waves in this atmosphere. Thus they should
satisfy an homogeneous wave equation:

1 82 /

L0 ad=o, (112
away from V. To show this, Lighthill rearranged the equations governing the density fluctua-
tions in the real fluid in the form of Eq. appropriate to a uniform acoustic atmosphere
at rest, which coincide with the real fluid outside the turbulent region V. His derivation is
done as follows. In the absence of source, the mass conservation and balance of momentum

of Eq. (1.1)) also read, in their Reynolds form:
0
5§+V'@w=07
(1.13)

8(Qv)+V-(Qv®v—a):O.

ot

Here a ® b is the usual tensor product of vectors a and b such that (a ® b);; = a;b; in
Cartesian coordinates. Applying d; to the first equation, V- to the second, and substracting
c%AQ and recalling that & = —pI + 7, one obtains the Lighthill equation:

0?0

gﬁ—%A@:V®V:T (1.14)

where T'(r,t) is the Lighthill tensor [94,95]:
T=opvv—T7+(p—ciol, (1.15)

and VeV:A= Zi,j 818]14”

In terms of the pressure and density fluctuations p’ = p — pg and o’ = o — g, respec-
tively, about that steady atmosphere (which again are not necessarily first-order terms),
and ignoring from now on the viscous stresses T,E] one has:

8291

5ﬁ—%Ad:V®V:T, (1.16)
with:

T =pvev+(p — o). (1.17)

1. The ratio of the Reynolds stress terms gv ® v to the viscous stress terms 7 is of the order of magnitude

of the Reynolds number Re = %, which is usually large in aerodynamic noise applications.
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Eq. is derived without any approximation and is true for an arbitrary fluid motion.
It has the same form as the wave equation governing the acoustic field produced by a
quadrupole source S = V® V : T’ in a non-moving ambient medium-the atmosphere.
Thus there is an exact analogy (Lighthill’s acoustic analogy) between the density variations
that occur in any real flow, and the density fluctuations that would arise in a quiescent
homogeneous atmosphere with speed of sound ¢y and a quadrupole source distribution
of strength T" [79]. In addition the latter vanishes outside the region of extent V of the
turbulent flow, so that Eq. reduces to Eq. outside V. Indeed, there the velocity
field v is reduced to the small sound motions and it appears quadratically in Lighthill’s
tensor; and heat conduction effects, which causes departures of p’ from C%Q, , are very small.

We now turn to the Lighthill tensor T” in Eq. and its possible simplifications. The
second term p’ — cg o' pertains to the heterogeneities of the speed of sound, which are induced
by temperature fluctuations. This term vanishes in isentropic subsonic flows (assuming no
combustion occurs either), but for hot jets temperature gradients are important and the
local speed of sound varies significantly from the ambiant speed of sound ¢y. The first term
ov ® v (the impulse or fluctuating Reynolds stresses) pertains to the heterogeneities of the
flow, and is often approximated by pov ® v upon assuming that the density fluctuations
o are negligible within the moving fluid; this approximation is adopted in [81194L/95] and
in the discussion below. In particular, it is argued in e.g. [94] that it is valid at low Mach
number M = % and provided that any difference in temperature between the flow and the
atmosphere is due to kinetic heating or cooling.

Next, a sound wave propagating in the surrounding atmosphere is assumed to be incident
upon the turbulent flow. In this situation the fluid particle velocity is written v(r,t) =
vo(r,t) + v'(r,t), where vg is the turbulent flow velocity in the absence of acoustic field,
and v’ is the velocity perturbation induced by the presence of the incident sound wave.
In this setting vo(r,t) = 0 whenever r ¢ V. Then adopting the foregoing approximations,
that is, temperature variations are small (the jet is at the ambient temperature) and the
magnitudes of vy and v’ are small compared to cy, the Lighthill tensor on the right-hand

side of Eq. ([L.16]) is:
T' =~ gowo ® vo + 20000 @5 V', (1.18)

up to second order terms in v'. Here a ®sb = %(a ® b+ b® a) stands for the symmetric
tensor product of vectors a and b. Consequently Eq. (1.16)) has the form:

L(¢';wo) = S(wo) (1.19)

where:
32 /

872 — A0 — 200V @V : (vg @5 v'),

with wo = (v, 00, co), and v’(¢’) is the acoustic velocity field induced by o', and:

L(o";wo) =

S(wp) = 00V @V : (vg ®vg) .

Eq. (1.19) has the same form as Eq. (1.10]) for the convected wave equation, and is solved
for a particular model of the background flow velocity vg by a Born approximation alike;

see Sect. [[L3.2
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1.1.3 Lilley equation

The analysis in Sect. is now specialized to the case where vy does not depend
on "horizontal” Cartesian coordinates, say x, y, but only on the ”vertical” coordinate z.
This situation arises in many instances of real media (the ocean, the Earth’s crust and
atmosphere, some media in technical applications such as jet flows, etc.) which can be
approximated by layered ones. The case of ”horizontally” stratified media is the primary
subject of the treatment below. From now on we note r = (x, z) where @ stands for the two-
dimensional horizontal components of the position vector r, and z stands for the vertical
component. It is further assumed that the background velocity vg of the unperturbed flow
is also horizontal:

UO(T) = UOx(z)éx + UOy(Z)éy ) (1‘20)

where (&, €y, ;) is a Cartesian basis. Then (vg- V)vg =0, V - vg = 0, and consequently
Vpo =0, (vo- V)oop = 0. The linearized Euler equations together with the equation of
state read:

/

do

1 o Vo= 00V W . (1.21a)
dv'  , dvg 1,
bl = 1.21b
o T R (1.21b)
dp’ do’
% = C(2:| <dt + 'U, . VQO s (121(3)

where v}, = v’ - &, is the vertical component of the acoustic velocity. We may eliminate the
horizontal components of v’ from these equations by applying the divergence operator V-
to Eq. and the convective derivative % to Eq. . By subtracting one from the
other and noting the relation:

dv' d dvg dvg
V —— —V-vV="2.VY =V [Js—=
at at’ U T ae V" (”Z dz > ’
we get:
d (1dp 1_, dvg , dm
S L A e N 2000 gy =T v f 1.22
dt <cg dt) @V <Q0Vp> gy V=g mwv S (1.22)
In Eq. (1.22) above /v; may be eliminated using the projection of Eq. (1.21b)) on &, which
yields 57 = —é%% + f. where f, = f-é,. Lilley’s equation [97] is finally obtained by

taking the convective derivative of Eq. (1.22):

dd(1dp 1o, dvg 1 opf
Sl Bl (i S IPERDS VAR i v/ 20— . W [ —Z£
dt [dt <cg dt) o0 (QO P )|t e dz 00 0z
d>m dvg d
= ——+4+200— Vf.—00—V-f. (1.23
The left-hand side is the so-called Pridmore-Brown operator [113]. The Lilley equation is
also derived in |79, Chapter 1] for a unidirectional, transversely sheared background flow of
the form vo(r) = vo(¢(y, 2))€s, where ¢ is an arbitrary function of the cartesian coordinates
y,z in the crossflow directions. If for example ¢(y,z) = \/y? + 22 the background flow
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remains constant on cylindrical surfaces of radius r = ¢(y, z) and the Lilley equation in
cylindrical coordinates (r, 6, x) is:

d[d [(1dp 1, dvg 0 (1 0p
21222 = DY U el
dt [dt <c3 dt) oV (gOVp>] + 200 dr Oz \ o Or
d’>m dvg Of, d

=g T s T Py

V-f. (1.24)

We can write this equation as:
L(p';wo) = S(wo), (1.25)

d[d [(1dpy 1 dvg 0 (1 0p
L iw) = 2 |2 () —oow - (=W )| +20020 2 (292
(p'; wo) dt {dt (c% dt) o <Qo pﬂ + 200 dr Ox <Qo or )’

dm  , dwdfs d
az T o T P

with:

(1.26)

S (’wo) = V. f 5
where wo = (vo, 00, o). Eq. (1.25)) has the same form as Eq. (1.10) for the convected wave

equation, and is solved for a particular model of the background flow velocity vg by a Born
approximation alike; see Sect.

1.1.4 Acoustic waves in quiescent layered media

Acoustic waves propagating in quiescent layered media have been studied in [71,72}|74]
for example. The situation considered is that of a source f located at s = 0 and z; > 0
(for we remind that » = (x,z) = (z,y,z) is the position vector where x stands for the
two-dimensional horizontal coordinates and z is the vertical coordinate) emitting a pulse
that will pass through an heterogeneous layer of thickness L, located between z = 0 and
z = —L. The signal is recorded at the bottom of the layer at z = —L; see Fig. for
a sketch of this configuration. Here we are first interested by the deterministic case with
constant parameters of the layer and we will show how we can randomize the medium in

Sect. [L3]

We consider linear acoustic waves propagating in three spatial dimensions:

ov'’
0075+ Vy' =oof .,
‘ (1.27)
i@ip +V-v=0
K, Ot -

where Ko = gocg is the bulk modulus. Eq. (1.27) is obtained from Eq. (1.7) with m = 0
and using Eq. (1.6). The particular geometry of the problem suggests to use the particular
Fourier transform, and its inverse:

F(w, Kk, 2) = / / W=r) 1t p 2) dida (1.28a)

T(t,x,2) = (27::)3 //e_i“(t_”'w) 7(w, K, 2)w? dwdk (1.28b)
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Figure 1.1 — Acoustic waves in a quiescent layered medium of typical thickness L. The
emitting sources f is centered at some zs > 0.

for either 7 = p’ or 7 = v’. In the Fourier domain the problem (1.27) then reads:

. ~/ . ~ >
—iweovy +iwkp = 00f 4,

. op ~
—lwooll + 5 = oz, (1.29)
iw . N ov’
—Foﬁ/‘l‘IWH'U;-l-aZZ:O,

where v/, is the projection of v’ on the plan @ and v} is the the projection of v’ on the
z-axis. We eliminate the terms with ¥/, in (1.29) multiplying the first equation by g—"; and

adding the third:
o, . 1 k|2 ~
0z —1w< _’ ’>ﬁ/:’€‘fw7

5 (1.30)
é% — iwool, = 0o f- -
The source:
F(x,2) = (QOf(O"“” z)> — F(ws, 2)0(x — ,)5(2 — 2). (1.31)

generates a forcing term at the point (x5, zs). We choose s = 0 here so é(x — x,5) = d(x).
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—_

It will be useful in the Fourier domain because é(x) = 1. Eq. (1.30)) can be reduced to:

L(p, 0.5 wo) = S(wo) (1.32)
with:
9. 5, (L_ﬂ>ﬁ
Lp, 0swo)= | 7= \Fo @ (1.33)
8—7; — iwoo0,

a linear operator with respect to p’ and v’,, and:

S(wy) = (“ ' im) 52— 2y), (1.34)

Qsz

where, in particular, wg = (Ko, go) here. Again, Eq. (1.32)) can be solved for a particular
model of the layer parameters wg by a Born approximation; see Sect.

1.1.5 Acoustic waves in randomly heterogeneous media

Research on wave propagation in random media has always been motivated by commu-
nication and imaging problems. Geosciences were the first to take an intense interest in
imaging in random media, typically source and reflector localization [8,34]. The objective
was to better understand the interaction of waves with the medium in order to design and
implement new imaging techniques. The characterization of a stratified or porous media,
inducing multiple reflections-transmissions is useful in many fields (seismic-volcanic stud-
ies, oil industry, construction, ...). The acoustic wave will be separated in two parts, the
coherent one, which will undergo a delay and an attenuation, and the incoherent one, so-
called coda in seismology, which have random fluctuations. Indeed in the literature, it is
shown that the coherent part of the wave experiences a deterministic spreading and a ran-
dom time shift. As the coherent wave decays exponentially with the propagation distance,
the relevant information is carried by the covariance function or second-order moment of
the incoherent wave field. These phenomena were originally described by O’Doherty and
Anstey in a geophysical context [105]. They were interested in the delay produced by a
stratified environment on a signal as well as the attenuation of that induced by multiple
reflections-transmissions. Then they were studied mathematically in [2,/56]. The mathe-
matical approach is based on techniques of separation of scales as introduced by George
Papanicolaou and his coauthors [8]. One finds that the coherent (mean) wave amplitude
decreases with distance traveled since wave energy is converted to incoherent fluctuations.
In this context the model presented above in Sect. can be useful for modeling wave
propagation in randomly layered media. Indeed, Alfaro et al. |2|, Fouque et al. [72] or
Garnier [74] use this approach assuming that the background properties wg are decom-
posed into mean properties, and fluctuating parts modeled by zero mean random fields.
Inhomogeneities are supposed to be small. In particular for a randomly stratified quiescent
medium, Ky (and possibly gg) in Eq. is randomized in this manner. In Sect. we
will further detail some models of acoustic wave propagation in random media.

The scattering of acoustic waves by a random flow is also widely studied. In [64H66]
or |103,|112] and further works by the same authors, Eq. is solved introducing an
incident field propagated in the mean background flow, and a scattered field induced by
scattering by the fluctuating turbulent velocity. In this model the background flow velocity
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vo is randomized by considering its mean part and a fluctuating part, representing the
turbulent velocity fluctuations within the flow. An integral representation is derived for
that scattered field in the Born approximation, using a Green function-like solution of the
Pridmore-Brown operator of which source is constituted by the incident field. As in [64H66],
McAlpine and Tester [104] start from Lilley’s equation (see Sect. and randomize it to
study the spectral broadening. The Lighthill equation of Sect. is solved along the same
lines in [81]. In these approaches, the scattered field is thus obtained as a linear function of
the turbulent velocity vg (or bulk modulus Ky as in Sect. . This allows to compute its
autocorrelation function and power spectrum, provided that the autocorrelation function
and power spectrum of the fluctuations of the turbulent velocity are known. The same
approach will be developed in Chapter [2] for the model of a randomly stratified background
flow we have considered in this research. The overall analysis is described in Sect.
while in Sect. below we recall for completeness the useful definitions and properties of
the autocorrelation and spectral density matrices of a random field.

1.2 Autocorrelation function and power spectral density

In the various models outlined above in Sect. the ambient flow velocity may be
written:
Vo :Q+€V, (1.35)

where v is the constant mean velocity field, V is the fluctuating turbulent velocity modeled
by a random field with zero mean, and ¢ is a small scaling factor—typically the turbulence
intensity scaling the turbulent kinetic energy of the flow. This model of the ambient flow
velocity will be considered in Chapter[2l For this reason we will review here some important
definitions of stochastic processes and their correlation which are widely used in this thesis.
The random field (V' (r, ), (r,t) € R3xR) such that E {|V (r,t)|?} < +o0,V(r,t) € R*xR,
is characterized as follows. Its autocorrelation function is:

S
Ry (r1,r2,t1,t2) =E {V(Tlﬂfl)v(m, to) } (1.36)

where =T is the complexe conjugate transpose and E stands for mathematical expectation.
The random field is mean-square stationary if its mean is independent of ¢—if we talk about
time—, i.e. E{V(r,t)} = 0 if the random field is centered—which is the case for us—, and its
autocorrelation function depends on the difference of times solely:

Ry (r1,7r2,t1,t2) = Ry (r1,72,t1 — t2)

with Ry (r1,72,t1 —t2)" = Ry (r1,79,ts —t1). This definition holds for the spatial vari-
ables alike. The random field is mean-square homogeneous if its mean is independent of r,
i.e. E{V(r,t)} = 0 if the random field is centered—which is again the case for us—, and its
autocorrelation function depends on the difference of positions solely:

Ry (r1,72,t1,t2) = Ry (r1 — 7ra, 11, t2)

with Ry (r1 — ra,t1,t2)" = Ry (r2 — 71,t1,t2). The random field can be mean-square sta-
tionary and homogeneous and in this case its autocorrelation function reads:

Ry (r1,r2,t1,t2) = Ry (r1 —ra,t; — t2).
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Thus one has Ry (11 — 72,11 — t2)T = Ry (19 — r1,t3 — t1). Homogeneous isotropic turbu-
lence is defined by the properties that [13]:

Ry (r,t)=© Ry (Or,1)®

for any proper rotation ®, and Ry (r,t) = Ry (r,t)7. Furthermore it is shown that in this
case Ry (r,t) necessarily reads [13,88,114]:

Ry (r,t) = F(r,t)r @7+ G(r,t)I, (1.37)

where r = |r|, # = T for r # 0, and r,t — F(r,t) and r,t — G(r,t) are even functions.
According to the Wiener-Khintchine theorem [100], the necessary and sufficient condition
for Ry (r,t) to be the correlation function of a mean-square stationary and homogeneous
centered random field is that it should be expressible as (see for example [13] §2.4]):

Ry (r,t) = (2i)4 / / eTIWRT) Sy (K, w)dkedw (1.38)

where k,w — Yy (k,w) is an Hermitian, non-negative complex matrix function-the power
spectral density (PSD) matrix of the random field (V' (r,t), (r,t) € R? x R). Conversely:

Sy (k,w) = / / W=k Ry (r,t)drdt . (1.39)
Since [ et dt = 27§(w), time stationarity and spatial homogeneity implies that:
E {V(kl,wl)V(kQ,wQ) } = (27‘() 5(’4:1 — kg)é(wl — WQ)EV(kl,W1) , (1.40)
and Xy (—k1, —w1) = Sy (k1,w1)T, where the Fourier transform is defined by:
Vi(k,w) = / / R V(e t)drdt . (1.41)

Now we have seen the main definitions used in this thesis for the autocorrelation function
and the power spectral density of a stochastic process.

1.3 Acoustic waves in random media and random flows

Having introduced several models of acoustic wave propagation in homogeneous and
heterogeneous flows in Sect. and useful definitions for stochastic processes in Sect.
we present here some models of acoustic wave propagation in random media and random
flows. The motivations for considering such models have been outlined in Sect. ina
general context. In this section we more particularly focus on the experiments with acoustic
waves in jet flows carried out by Candel et al. [41-43], and the approaches that may be
used to explain their observations.
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1.3.1 Acoustic scattering in the anechoic open jet wind tunnel measure-
ments

Despite the major differences between real and experimental configurations that must be
considered during acoustic measurements, anechoic open jet wind tunnels are experimental
devices used to approach flight conditions in the laboratory in order to study aeroacoustic
characteristics of an aircraft. Indeed, in the experimental configuration, the scale model
aircraft, placed in a flow of uniform velocity, is motionless compared to the microphones
located in a medium at rest, outside the vein. In a real configuration, the aircraft moves
relative to the observer which induces a Doppler effect on the perceived wavelength. During
the experimental tests, the differential velocity destabilizes the flow according to the Kelvin-
Helmholtz mechanism and causes the formation of a turbulent shear layer. The acoustic
waves emitted by the model cross the uniform flow, then the turbulent shear layer before
reaching the microphones. In order to characterize the physical phenomena that come into
play during the propagation of an acoustic wave, experiments [43,81] have been conducted
by replacing the model with a monochromatic source S of which we know the emission
frequency. The acoustic wave emitted by S thus undergoes four effects: the convection of
the acoustic wave by the medium; the diffraction of the wave by the orifice of the source; the
refraction of the acoustic wave by the average velocity gradient; the diffusion of the acoustic
wave by the fluctuations of turbulent velocities of the shear layer. These phenomena come
to replace the Doppler effect, present in real flight conditions.

The effects of convection and diffraction have been studied by Candel et al. [42] during
measurements in the Von Karman Institute L1 wind tunnel. Their diffraction model makes
it possible to take into account the influence of uniform flow on acoustic emission. They also
analyzed the effects of refraction on the acoustic propagation thanks to the measurement
of the average phase variation (between the electric pulse of the source and the pressure
signal received by a microphone outside the jet), outside the jet. The average phase differ-
ence evolves linearly as a function of the viewing angle (relative to the direction of flow),
independently of the emission circular frequency wy. This shows the geometrical nature of
acoustic propagation, confirmed by comparisons between experimentally measured direc-
tivity diagrams and diagrams calculated using a geometrical acoustical code for stationary
flow. Finally, the refraction induces a spatial redistribution of the amplitude, characterized
by a deviation of the acoustic propagation law in 1/d, where d is the distance between the
wavefront and the source. This spatial reorientation of the amplitude and the change of the
propagation angles during the crossing of the shear layer has been studied by Amiet [7].
The author expresses the relationships that exist between the initial propagation angle, the
angle after refraction, and the propagation angle without the shear layer. He shows that the
relationships between the angles do not depend on the thickness of the shear layer, if it is
small compared to the distance between the source and the microphone. For the corrections
to be valid, however, it is necessary that the microphone source distance is large in front of
the wavelength and the dimensions of the source. The amplitude correction depends on the
nature of the shear layer (plane or cylindrical). Ahuja et al. [4] explained the procedure to
take into account the effects of convection and refraction during acoustic measurements in
open-jet anechoic wind tunnel. They showed that the level of sound pressure emitted by the
source is precisely found, provided that we take into account the change in directivity of the
rays and that we apply, at the level of sound pressure received by the microphones located
in outside the jet, correction coefficients related to the microphone source distance. The
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authors are also interested in potential internal reflections on shear layers. They become
important if the direction of the acoustic wave emitted is close to that of the flow. For
measurements more or less above the source, they are weak.

The experimental setup used by Candel et al. [41] is schematized in Fig. S is an
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Figure 1.2 — Sketch of the experimental setup of Candel et al. [{1)]. S is the source position,
and P 1s the microphone position.

acoustic source, placed at the center of a jet at the velocity U;. The scattered pressure
field is measured outside the jet, at the microphone P. The microphone P is at an angle
of 8p = 90° to the source. The authors measure the turbulent velocity fields with hot
wires. The large turbulent structures, described by Brown and Roshko [38], are convected
at the velocity v;. The first consequence of the interaction between the acoustic wave and
the turbulent flow lies in the modulation of the amplitude of the scattered pressure field
extracted from the work of Candel et al. [41]. This modulation is low frequency, compared
to the ”carrier” frequency, i.e. the emission frequency fo = wo/2m. The power spectral
density of the pressure fluctuations. received by the microphone P, extracted from [41], is
plotted on Fig. [I.3] as a function of the frequency centered on fo, f — fo. In their works,
the authors used an incident monochromatic source that emits between 4 kHz and 20 kHz,
plunging in a jet between 20 and 60 m/s. This limit is explained by the fact that the energy
scattered is equal to the total energy when one exceeds fy ~ 20kHz [81]. Furthermore the
travel time between the source and the microphone is independent of the carrier frequency
for 1kHz < fy < 20kHz and in these conditions for a central frequency greater than 6kHz
more than half of the acoustic power is carried by the scattered field [41].

A large part of the acoustic energy remains contained in a ”main peak”, corresponding
to the emission frequency, but we also observe the presence of two ”secondary lobes” on
each side of the peak. As the transmission frequency increases, the energy contained in the
main peak decreases in favor of the side lobes. It is interesting to note that the frequencies
for which the lobes reach their maximum, are identical to the sign and independent of the
emission frequency. Candel et al. [41] also studied the influence of the velocity of the jet
on the position of the maximum lobes. They showed that the frequency shift is propor-
tional to the convection velocity of the turbulent structures vy. The energy distribution on
frequencies adjacent to the transmit frequency is attributed to a Doppler effect. Candel et
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Figure 1.3 — Power spectral density of pressure fluctuations as a function of the centered
frequency f — fo for a jet velocity Uy = 60 m/s. Figure is taken from [41].

al. [46] show in particular that the diffusion process selects the low frequencies of the shear
layer. This makes it possible to isolate the quasi-periodic nature of the passage of large
turbulent structures. Schlinker and Amiet [116] studied the refraction and also the effects
of acoustic diffusion. The authors explain that the spatial and spectral distribution of scat-
tered energy is a consequence of the Doppler effect. The ray emitted by the source would
be absorbed then re-emitted by the turbulent structure. This induces a double Doppler
effect; At first, the ray is absorbed by a moving receiver and in a second time, re-emitted
by a moving source. Schlinker and Amiet [116] carried out a series of measurements on the
United Technologies Research Center’s Acoustic Research Tunnel to study the influence of
the observation angle 6p, the position and frequency of the source, the thickness of the
shear layer and the Mach number of the jet on the attenuation of the main peak. Their
conclusions are in agreement with those of Candel et al. [41]: the main peak is attenuated
when the emission frequency, the thickness of the layer traversed and the Mach number
increase. They also estimated that scattering effects become significant, i.e. when more
than half of the incident energy is scattered, if MlL is almost greater than 0.5, with L the
thickness of the shear layer, M; the Mach number of the jet based on the velocity Uy, and
Ao the wavelength of the acoustic wave emitted by the source.

The characteristics of the scattered pressure field as well as the acoustic diffusion in-
teraction mechanisms previously described have been validated by ”simplistic” analytical
models. These models are often based on a Born approximation applied to the linear equa-
tions retained to describe the acoustic wave propagation phenomena, namely the linearized
Euler equations of Sect. in [54./55], or the Lighthill equation of Sect. in [41,81], or
the Lilley equation of Sect. in [64-664/104], or the wave equation in a layered medium
of Sect. [L.1.4]in [2,[72[74].

1.3.2 The Born approximation

The different models of acoustic wave propagation in quiescent and moving media out-
lined in Sect. [[.I] read:

L(p';wo) = S(wo),  (or L(g";wo) = S(wo)) , (1.42)
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where L is a linear operator with respect to p’ (or ¢’), and S is the right-hand side playing
the role of a source to p’ (or ¢'). From now on in this section we drop the primes (-)" and
consider (see Eq. (1.35)) vo(r,t) = v+ eV (r,t), where again v is the mean velocity field
of the flow, V' is its turbulent (random) fluctuations, and ¢ is a small parameter. Then the
foregoing equation is further linearized about v as (the same holds for equations in p):

L(p;wo) = S(wo) ,
L(p;v +¢€V,00,c0) = S(v+ €V, 00,c0), (1.43)
L(p;w) +eL(p; W) = S(w) +eS(W),

where L and S are the linearized parts of L and .5, respectively, with respect to v, w =
(v, 00, ¢p), and W = (V| gy, cp). The strategy is to formulate (1.43)) as:

Lp;w) = S(w) +¢(S(W) — L(p; W)) . (1.44)
Now introduce the Green’s function Go(r,r’,t) satisfying:
L(Gow) = 6(1)5(r — 1) ; (1.45)
then:
p = Go * (S(w) + SO (p; W), (1.46)

where SOV (p; W) = S(W)— L(p; W) is linear with respect to V and axb is the convolution
product of a and b with respect to the time ¢ and the space r. This is a so-called Lippmann-
Schwinger equation [99], of which a solution can formally be constructed by mathematical
induction:

P = pO) 4 Gy« SOV (p); W) | (1.47)

with p(® = Gy %S (w) is the incident wave. We will only go here until the first order, so we
will write p as the sum of the incident field p(®) (r,t) and the scattered field p(m)(r, t) as:

p=pW(rt) =pOr,t) +ep@(r,t); (1.48)

then:
PO = Gy * SOV (O, W) . (1.49)

We have an expression of the scattered field p(®Y), which we can see as a stochastic process
because it is a function of V. It is even a linear function of V', GGy is a linear operator
as well as the convolution #, and we saw previously that S(°1) is linear with respect to V.
This allows us to write SOV (p©); W) = Sgn)(p(o); 00,¢0)V where Sgn) is a source operator
acting on V, and to express the PSD of p(®) as a function of the PSD of V. If the latter
is a stationary, homogeneous stochastic process of which PSD is 3y, then the PSD of the
single-scattered field p(®b), 3 (o) reads:
~ - T—T
Syon (k,w) = GoSEV; W)SEO; W) Gy 50

— — T

~ =T
=GOS((QOI)@(O);Qo,Co)Ev(k,W)Sgn)(ﬁ(o);Qo,Co) Go .

This is the approach adopted in [47,/64,81,{103}104,/112] among others, to derive the
PSD of the pressure field scattered by a turbulent jet flow for sound waves impinging it.
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This is also the approach that will be followed in Chapter [2] of this thesis. A key ingredient
of these analyses is a relevant choice of the PSD 3y, of the turbulent velocity fluctuations
which is consistent with the form imposed on the correlation function of a homogeneous
isotropic turbulence field as outlined in [13,88,114] or axisymmetric turbulence as outlined

in [1251,98]; see Sect.

1.3.3 The O’Doherty-Anstey (ODA) theory

In this section we will focus on a new approach introduced by Fouque et al. |[71] and
Garnier [74] to produce images in the context of media with random inhomogeneities.
The objectif of [74] is to study the cross-correlation functions of the signals recorded at
a series of points located at the surface of a randomly layered medium. It is shown that
this information can be processed to locate and identify an active source embedded in a
randomly layered medium.

Wave propagation in a randomly layered medium

At first we will show how we can describe the propagation of a short pulse emitted by
a source embedded in a random layered medium with the ODA theory. The problem is the

same as in Eq. (1.27)):

/
;631*“1]’:0,
0 o / (1.51)
QOE+VP =f.

In these studies the fluctuation of the medium are modeled by a random process of gy and
Ky = gocg. The model is:

[1+n(2)] forze[-L,0],
00(z) = { g n for z € (—oo, —L) U (0, 4+00), (1.52a)

1 L 4v(z)] forzel[-L,0],
Ko(z) B { % for z € (—oo, —L) U (0, +00), (1.52b)

with n and v described as random coefficients rapidly varying, making it possible to model
the inhomogeneities of the medium. They are both zero-mean processes, furthermore the
ratio between the correlation length of the fluctuations of the medium and the typical size
of the medium is small. With this definition we have ¢ = %. In [2| the perturbation
model is composed by and , the problem is solved in one dimension. A
contrario in [71] and [74] the perturbation model is only on the bulk modulus, (L.52b)),
and the problem is solved in three dimensions. This is what is presented here. This case
is the one we consider in Chapter 2] before randomizing the flow. Despite the addition
of two dimensions, compared to [2], the random fluctuations of the medium are still only
z-dependent. The geometry of the problem is the same as the one introduced in we
will then use the Fourier transform introduced in Eq. and its inverse Eq. .
The source f generate a forcing term at the point (s, z5):

Flt, @, 2) = F()d(z — 2,)0(z — 2,) . (1.53)
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F(t) emits a short pulse at time ¢:

F(t) = (J;;v) (t—t,), (1.54)

and is somewhere below the surface (xs, z5s < 0).

The front pulse emitted by the source propagates through the random medium, and its
propagation is governed by the well-known ODA theory [105]. Garnier |74] explains that the
front pulse is modified in two ways in this case. First, its shape spreads out in a deterministic
way due to multiple scattering. Second, the wave itself is no longer deterministic, but a
random time shift can be observed and described in terms of a standard Brownian motion
B,. These two effects can be described in terms of the convolution ODA kernel Kopa of

Eq. (055)) 2105
I?ODA(w,m) = exp <i\/7(w,li)st + W) , (1.55)

where:
y(w, k) = oW
’ 2¢'¢(K)*”
~ (1.56)
0= [ EpOwE)d:.
0
with ((k) = c% — |k| and B,, a standard Brownian motion. To sum up, the coherent

front pulse that can be recorded at the surface z = 0 is:

1[I . _
Pt z=0)= / (2'4’) emWlt—temrm (@2 ) H0(1)20) [ s (w, k) Ea(w, K)w?dwdk , (1.57)

where [ = % and X, is the upward source contribution:
I(k) ~ 1 -
by = . — . 1.58
a(w, K) ) " folw)+ T(r) fz(w) (1.58)

Kopa acts as a low-pass filter. A stationary phase argument shows that the leading-order
contribution is associated with the stationary point:

T —
Ve —x 2422

The pressure can be expressed in terms of the solution p(®) of the homogeneous problem.
The random pressure field can be expressed as a convolution of p(®) with a Gaussian kernel:

Kr =

p(t,z,z=0)= [p(o)(-,r = (x,0)) *Nm} (t — \/@st> , (1.59)

where:

0242
N:.l: = # e_’Y;\tzs"
V|2l (1.60)

lx — x| + 22
Yo =05

2
Zs
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Localization of a point source

The principle of inverse problems is to calculate or estimate the causes of a phenomenon
from a set of observations of the effects. Here we give an example of an inverse problem:
the localization of a point source in the context presented before. After that we discuss
some remarks given in the literature about source identification in the context of random
media.

In [74] we can see a brief review of source localization in random media resolving an
inverse problem. The author says that it is important to determine how medium uncer-
tainties transfer to uncertainties for source localization, in oceans or the Earth for example.
As it is impossible to know exactly the medium properties, corrtan efficient method of
localization without knowledge of these properties has to be developed. Considering the
same configuration as in the previous paragraph, the source term is assumed to be centered
below the surface of the random medium at z; < 0, and to emit a short pulse. The arrival
times at each observation point O; are:

1 Vlz;
Tj:ts—l-*’OjS’—i- m]st.
c V2
The aim is then to invert these equations to determine the source location. The situation

seems complicated because of the presence of the random time shifts. However, these
unknown shifts can be removed. From the expression (1.60)) of v, on has |74]:

1 V70
T; —ts+Q|O]S| (1+Zy), Zs= ﬂ\zs]st' (1.61)
The analysis shows that Z; does not depend on the observation point. To find the source
location signals are recorded over the time with N sensors positioned at observation points.
Then we need to invert the arrival times to determine the source location S = (xs, z5),
the source emission time t5, and the random delay Z;. We can see in [74] that it is then
possible to compute the source location without error with five observation points, N = 5.
Garnier [74] has therefore just proposed a procedure to locate the source that removes the
random components introduced by the multiple scattering in the medium and thus allows
an exact localization.
In this context Garnier [74] also describes the imaging of passive diffusers embedded
in a random half-space and illuminated by a source located on the surface or simply by a
random noise generated by a set of unknown sources. He shows that the cross-correlation
function (CCF) of noisy signals recorded at two observation points on the surface can be
used to retrieve information on ballistic motion. This information can be processed for
imaging. Moreover, it is proved in [74] that the method is stable with respect to the
statistical distribution of the medium and the statistical distribution of the noisy sources.
It allows passive imaging of unknown media using only background noise. This can be
put into perspective by proposing to use this kind of techniques to construct ”pseudo-
seismograms” in geophysics, where controlled active sources are difficult to obtain. Finally,
it is hypothesized in [74] that the results can be extended to other propagation regimes
where the time inversion technique is statistically stable. Qualitatively, the mechanisms
responsible for the good properties of the CCF are similar to the ones that ensure efficient
pulse refocusing during time-reversal experiments. Time-reversal refocusing properties are
well understood mathematically not only for three-dimensional waves in randomly layered
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media [70] but also, for instance, for paraxial waves [10,22}/108] or classical waves with weak
fluctuations and in the high frequency limit [11].

1.3.4 Radiative transfer theory

The incoherent wave intensity can also be calculated approximatively from a transport
equation that has the form of a linear radiative transport equation [1}/67,/85,/86}115]. The
theory of radiative transport was developed to describe how light energy propagates through
a turbulent atmosphere. It is based upon a linear transport equation for the angularly
resolved energy density and was first derived phenomenologically during the second half
of 20" century, [52,|123]. Ryzhik et al. [115] derive this approach to any type of waves,
and particularly to acoustic wave that what we are interested in. The authors have the
intuition that they need three conditions for obtaining good results with radiative transport
equations:

1. The typical wavelengths Ag are short compared to macroscopic features of the medium:
high frequency case,
2. the correlation lengths of the inhomogeneities [, are comparable to wavelengths Ao,
3. the fluctuations of the inhomogeneities are weak.
The authors insist on the second condition which allows a strong interaction between waves
and inhomogeneities. This is reminiscent of what has been observed by other studies [103,

104], including the importance of this second condition. Here we consider ((1.27)) with the
perturbation model (1.52), Ryzhik et al. [115] reformulates the problem as a symmetric

hyperbolic system:
9 (v 5. v’
Alx)— D! = 1.62
@5 () > (%) -0 (1.62)

o DMEY (L) om

D' has all zero entries expect for Df4 = th- =1 and, v’ and p’ are the velocity and the

pressure disturbances respectively. Therefore the power spectral density X, (k) of A is:

0
ozt

where

Ssvtw (k) = 0500105<301<3 X (k) + 0500105<3014 20 (K)

(1.64)
+5sv5lw554514zuy(k) + 6sv51w5345l§32nu(k) .

The indices s, v, [, w go from 1 to 4 and we use notation d;,, which is equal to 1 if [ = w and
equal to 0 otherwise, and ;<3 which is equal to 1 if [ < 3 and to 0 otherwise. Here X,,,
¥, and X, denote the Fourier transforms of the correlation functions of 1 with himself,
n with v, and v with himself, respectively. Now the authors write the radiative transport
equation verified by the angularly resolved, wave vector dependent, scalar energy density
a(t, x, k) defined for all wave vector k at each point & and time t:

2 2
g(ZJer-Vma: Wcz|k| /5(C\k\ — clK'[)(a(k) — a(k))

x [(ic KNS,k — k) + 20k K S,k — K) + S, (k — k)| dk' (1.65)




32 CHAPTER 1. ACOUSTIC WAVES IN QUIESCENT AND MOVING RANDOM MEDIA

with:
X k sin 6 cos ¢
k=— = | sinfsing
K| cos 6

in spherical coordinates, and ¢ = /K /o is the speed of sound. We can link a with p’ and
v’ by the expression: a
1 ! 2 1 1 2
/a(t,m,k)dkz = §Q(sc)|'v (t,x)|” + Qmp (t,x). (1.66)

Time-reversal experiments in random media have also been intensively studied [68}71}
72]. As a result the analysis and understanding of the correlation properties of incoherent
wave fields have made tremendous progress in the recent years and is now the basis of many
modern correlation-based imaging techniques [23,31,/77]. We will return to these aspects
at the end of this chapter. It should be noted that the work done by Fouque et al. [72] has
focused on grouping all these types of methods, be it the propagation aspects of a wave in
a random medium or the aspects of time-reversal.

There are other methods used to model the scattering of an acoustic wave by a shear
layer. The general method of geometric acoustics has been developed in detail by Candel
in 4445, /48] and has been applied in many flow configurations, notably in wind tunnel
jets [41,|42]. Campos [39,/40] proposes a model, called the heuristic approach, to study the
transmission of sound through turbulent shear layers which it establishes by considering
three frequency regimes, A\g > l., A\g < l., and \g ~ [., where [. is the typical size of the
inhomogeneities of the shear layer.

1.4 Numerical simulation methods of acoustic waves in ran-
dom flows

In this section we will introduce different approaches to make numerical simulations
of the experiments described in Sect. These simulations involve the resolution of a
problem of fluid dynamics (computational fluid dynamics: CFD) as well as a problem of
aeroacoustics (computational aeroacoustic: CAA), which makes the implementation com-
plicated.

Several teams have tried to find the results observed by Candel, Guédel and Julienne
numerically. It was interesting, as a first approach, to study the interaction between an
acoustic wave and an isolated vortex. This study was carried out by Candel [44], then
by Colonius et al. [59] on a static vortex and more recently by Clair and Gabard [54] in
the configuration of a moving vortex. A numerical scattering study that is closer to the
turbulent shear layer has been performed by Ewert et al. [63,64,/66] and more recently by
Clair and Gabard [55]. But the study that is the closest to the observations done by Candel
et al. [41] was made by Bennaceur during his thesis [16}/17].

Bailly et al. [9] computed the noise generated and radiated by turbulent flows from the
linearized Euler equations with a source term induced by the turbulent velocity fluctuations
and a mean flow generated by a RANS (Reynolds Averaged Navier-Stokes) simulation.
The turbulent velocity fluctuations were obtained by a random Fourier series [111,/117]
accounting for the convection velocity of the turbulent eddies [90]. Ewert et al. [64}66]
numerically simulated the propagation of an acoustic wave in a flow with a mean velocity
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gradient and turbulent velocity fluctuations, using the CAA PIANO code [61]. However, the
presence of a mean field gradient in the linearized Euler equations causes the appearance of
hydrodynamic instabilities. This led the authors to rather solve the Pierce equation |110]
which describes the propagation of sound in an unsteady and inhomogeneous flow. The
turbulent velocity fluctuations are modeled by the Random Particle Mesh (RPM) method,
introduced by Ewert [63,/65], which is a stochastic method that generates an unsteady
turbulent field. This method consists in generating a family of either one (in two dimensions)
or three (in three dimensions) fluctuating turbulent quantities 1) by filtering a white noise,
connected to the turbulent velocity field by V' = V x 1, whose tensor of spatio-temporal
cross-correlations depends of the correlation length [., the correlation time t., and the
variance ai, of the fluctuations of 1. It is then necessary to choose the values of oi, le, and
t.. These quantities can be linked to the intensity of the fluctuating kinetic energy and the
rate of dissipation of the kinetic energy fluctuating that can be obtained via a numerical
simulation of RANS type. Furthermore they used a sponge layer as boundary conditions
for the PIANO simulations [66},73]. The authors applied this method to the experimental
configuration of Candel et al. [41,142]. They first performed a numerical simulation of
RANS type in order to obtain the values of 03), lc, and t. to feed the RPM model. Then
they calculated, with their CAA code, the propagation of acoustic waves in the modeled
turbulent shear layer and compared the power spectral densities of the scattered pressure
field with those obtained by Candel et al. [41,142]. Their spectra actually show the two
lobes around the emission frequency but some essential characteristics of the spectra do not
correspond to the experimental observations. As the convergent output velocity increases,
the amount of energy scattered remains substantially the same. In addition, the position of
the lobes also remains the same, whereas it is supposed to grow linearly with the convection
velocity (see Sect. [I.3.1). The authors also observe a difference in level between the main
peak and the secondary lobes more important than the experimental observations. They
attribute this difference to the fact that their simulation does not calculate the azimuthal
components of the source terms of diffusion.

More recently, Clair and Gabard [55] have performed a numerical simulation of acoustic
diffusion by a turbulent layer with the same methodology as [63,65] (RPM to generate
turbulent fluctuations and CAA code PIANO to compute acoustic propagation). The sta-
tionary average flow is chosen uniform, which avoids having hydrodynamic instabilities
because the average field gradients are zero. Clair and Gabard [55] study in particular the
influence of the source frequency, turbulence convection velocity, and angle of observation
on the shape of the spectrum of the scattered pressure. As in [66] they used a sponge layer
boundary condition [54,55]. In [55] we can see that 100 points are used to dissipate the
acoustic fluctuations before they reach the boundary. The incoming sound field (monopole
or plane wave) is injected in the domain through a 20 points wide sponge layer adjacent
to the bottom boundary. A specific boundary condition is applied to all other boundaries:
Tam’s radiation boundary condition [119] is applied when the considered incident radiation
is a monopole, and Thompson’s 1-D characteristic condition [122] when it is a plane wave.
The power spectral densities of pressure fluctuations calculated directly above the source
are shown in Fig. The spectrum goes from a form similar to that found in their previous
study of acoustic diffusion by a single vortex [54], to a form closer to experimental studies,
when the frequency of the source increases. It would appear that the turbulence zone is
seen as a single large scale by the low frequency acoustic wave, as is the case for diffusion
by a single vortex. As the frequency of the source increases, the finer turbulence plays an
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increasingly important role in the acoustic diffusion mechanism.
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Figure 1.4 — Power spectral densities of pressure fluctuations for different frequencies fy of
the acoustic source. Figure taken from [55]

Bennaceur et al. [16] study the problem of the scattering of an acoustic wave by a
3D spatially-developing plane turbulent mixing layer by means of a large eddy simulation
(LES). The authors generate the turbulent layer and then introduce an acoustic source
in the computational domain. The LES of the turbulent mixing layer and the acoustic
field are performed, allowing the direct computation of the scattered pressure field. They
use CAA methods to minimize the spurious pressure fluctuations created as the turbulent
structures leave the computational domain. The calculated turbulent layer is taken with
an initial Reynolds number Re ~ 1200 and a convective Mach number M ~ 0.12. LES is
performed using the FUNk code; see [3}92] for previous studies using this code. A modified
hybrid scheme of the second order AUSM+(P) (advance flow division method), originally
proposed by Mary and Sagaut [101], is used for the discretization of Eulerian flows. It is a
second order centered scheme that detects parasitic oscillations on primitive variables and
activates a sensor function that modifies the Fulerian flow expression, including numerical
dissipation only if oscillations are detected. Finally we can notice that the authors have
added a model of random perturbations at the entry of the computational domain in order
to generate a fully developed turbulent state earlier in the simulations, in the well refined
zone. This mechanism aims at limiting the simulation time as well as the horizontal length
of the computational domain.

A constant pressure is set for the outflow boundary condition while the constant veloci-
ties Uy and Uj (see Fig. are set for the upper and lower boundaries in the cross-stream
direction respectively. As the flow is statistically homogeneous span-wise, periodic bound-
ary conditions are applied in the span-wise direction. Thus, a characteristic non-reflecting
boundary condition has been implemented on both the stream-wise and transverse bound-
aries to minimize the spurious waves created while acoustic fluctuations leave the compu-
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Figure 1.5 — Normalized power spectra of pressure fluctuations as functions of the normal-
ized centered frequency (f — fo)*: (=) numerical simulation of [16] and (e) experimental
observation of [41]. Figure taken from [10].

tational domain. However, Bennaceur et al. |[16] notice that such a non-reflecting boundary
condition is not sufficient when aerodynamic fluctuations reach the outflow boundary and
generate small spurious waves that are not negligible compared to the acoustic fluctuations.
Following Colonius et al. [58], two methods are combined. Firstly, the mesh is stretched
in the axial direction so that the turbulent structures are no longer supported by the nu-
merical scheme. Secondly, a damping term is added in the resolution so that the spurious
reflections created by the stretching propagate upstream as less as possible.

The generated results are compared with the experimental results obtained by Candel
et al. |41, with a wide range of parameters studied as well as the effects on the main
characteristics of the scattered field. We can see an example in Fig. [I.5| where one notes the
very good agreement obtained by the authors compared to the experimental observations.

Regarding the works on inverse problems, which we will discuss in detail in the next
section, Borcea et al. [23-29,31,/32] compute the acoustic pressure by solving the wave
equation in the time domain, with a finite element method that discretizes the mixed
velocity-pressure (first order system) formulation. This is done with a new family of quad-
rangular (2D) mixed finite elements introduced by Bécache et al. [14,/15]. The domain is
assumed infinite so they used a perfectly matched absorbing layer (PML) to surround it,
as introduced by Bérenger [19].

1.5 Source localization in random media

To finish this chapter we will talk about the aspects of the problem of localizing a
source or a reflector buried in a random medium by coherent interferometry. As mentioned
at the end of Sect. the correlation properties of the incoherent wave field have been
widely studied in order to realize correlation-based imaging. In seismic imaging the goal
is to estimate the location of one or more underground sources with a passive network of
receivers on the surface, or the location of reflective structures with an active network of
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transducers on the surface. This is also the case in medical imaging as well as in underwater
acoustics (except that receivers in underwater acoustics are also very generally immersed
in the medium), and generally in all types of imaging performed in real conditions. Imag-
ing sources or reflectors, when performed in a smooth medium, is effective with Kirchhoff
migration (KM), just as when the background propagation velocity is known or can be esti-
mated. The KM imaging technique is defined as the signal back-propagation by travel time
migration, a simplified version of time-reversal imaging where we back-propagate according
to a wave equation in a fictitious environment. When we speak of time-reversal we must
distinguish:

— the real back-propagation in the environment which benefits from the effects of scat-
tering of the random medium, as in [68] for the purpose of breaking up kidney stones,
which is strictly speaking the time-reversal,

— and time-reversal imaging such as KM, where the signals are numerically back-
propagated in a fictitious environment to image sources and reflectors, of which traces
are rapidly lost in the presence of diffusion in the random medium.

Indeed, when the medium is said to be cluttered, which is generally the case in real-life imag-
ing, travel time or KM does not work well. These methods in which sources transmit pulse
are dependent on clear arrival times. When the medium is cluttered the recorded temporal
traces contain long and noisy codas resulting from multiple scattering by inhomogeneities.
The images obtained are then very noisy. Worse they are dependent on the medium, and
for two different realizations of the same random medium with the same statistical prop-
erties we get two different images. Indeed, although it is a widely used method, KM does
not use cross-correlations of the signal but the raw signals. It is known to be robust with
respect to additive noise, such as measurement noise [5,/6]. This is illustrated for example
in [32], where it is also shown how KM fails to image in a random (cluttered) medium.
Cluttered ”"noise” in data and in images has a complex structure, in which correlations play
an important role. By background noise in the images, we mean their random fluctuations
due to fluctuations in the properties of the medium. For these reasons it is necessary to use
methods that are robust with respect to fluctuations induced by the heterogeneity of the
medium to make imaging when it is random. Alternative methods have been introduced
in several areas, notably seismic imaging in order to define the properties of an unknown
environment using coherent interferometry.

1.5.1 Coherent interferometric (CINT) imaging in random media

We will introduce here several studies [23-331/69] which compare the Coherent INTerfer-
ometric (CINT) imaging method with the widely used KM imaging method (1.67).
The resolution and statistical fluctuations of the images are analyzed when the ambient
environment is random and wave propagation can be modeled mainly by the distortion of
the wavefront. KM loses statistical stability at an exponential rate with the propagation
distance and leads to unreliable images that change unpredictably with the detailed features
of the clutter. In KM, images are formed by overlaying the propagated array data to the
domain of the image. In CINT, the local cross-correlations of the data are back-propagated
into the medium. This is a denoising process that improves the signal-to-noise ratio of
the images but also reduces the resolution. The tradeoff between increased stability and
reduced resolution in CINT imaging was then quantified [31].
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Borcea et al. [2324] as well as Chan et al. [53] show that imaging by interferometry,
where the crosscorrelations of the signals are backpropagated and not the signals themselves,
statistically stabilizes the results. Borcea et al. |23}24] show this result by comparing the
KM and CINT imaging methods. First we assume that we are in the case of passive
imaging. In this case we are in the presence of a source (or several sources) that emits a
short pulse somewhere in the medium. With a network of IV receivers we record the signals
emitted by the source and modulated by the medium, and then try to find its position. So
we use the N temporal signals {p(r,,t),1 <r < N} recorded by the receivers located at
7., 1 <r < N, to estimate the source location by 7y, = arg max,.s.gZ(r°) in some search
region S, where 7 is either the KM imaging functional Zgy; or the CINT imaging functional
Zcint given below. The fictitious medium (e.g homogeneous) in which the signals are back-
propagated is assumed to be characterized by a Green’s function éo(r, rw) = eleol™T ‘,
that is, a high frequency approximation of the Green’s function of an homogeneous three-
dimensional acoustic medium of speed of sound ¢y. Both imaging techniques use the same
data to find the position of the source, but they treat them differently. Indeed in the case
of KM all the signals are back-propagated for all frequencies and all receivers. In CINT
imaging the crosscorrelations of the signals are taken locally in space and time and then
they are back-propagated. These local properties are expressed by the two parameters Xy
and €y. They are the spatial and the frequency cut off parameters beyond which the data
are considered to be uncorrelated. The KM imaging functional is:

€o

N T —TS
Tin() =3 p (n, ") , (1.67)
r=1

where ¢o stands for the speed of sound in the fictitious medium, and the CINT imaging
functional is:

N !
Zowr(r®; Qa, Xa) = Z // Clry, 7w, ') L A Ut dwdw’
g,r=1 lw—w!|<Qyq
[rq—rr|<Xq
(1.68)
where:
CA(rq,rr,w,w') :]/9\(7'(],(41)]/?\(7’7«,00/) . (169)

Here p(r,,w) is the Fourier transform of p(r,,t) in time domain, 7, and r, are the positions
of the receivers, and w and w’ are the frequencies associated with the signals received by
these receivers.

In the context of active imaging, one has a network of sensors that this time will serve
as sources and receivers, thus we will say that we have N sources and N, receivers. Indeed
here the principle is that the signals are emitted with our network of sensors. The wave
propagates to a reflector (or several reflectors) which we try to find, and is reflected by it.
Part of the signal will go back to the sensor array which, at that moment, will record the
signal. Then we try to find the position of the reflector, just as in the context of passive
imaging. However the difference with the passive case is that we have Ny controlled sources
at the positions 75, 1 < s < N,. So in turn we have a matrix of N, x N temporal signals
{p(ry,t;7s),1 <r < N,,1 < s < Ny} recorded by the N, receivers. In this case, the wave
travels back and forth in the medium and will normally be modulated more strongly by
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the latter. The fictitious medium is still assumed to be characterized by a Green’s function

Go(r,r",w) = oo™ The KM imaging functional is:
N R R
rs—r+rt—r
Tim(r?) = le (rr, Irs ’(:0’ T’;m) , (1.70)
r,s=

and the CINT imaging functional is:

N, N,
ICINT(TR; Qd,Xd) = Z Z // ﬁ(rmwﬂ“s)ﬁ(rer/;Ts/)
rr' =1 s,8' =1 lw—w’|<Qq

‘rr*"'r"gxd ""s*"‘s’|§xd
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where p(r,,w;rs) is the Fourier transform in time domain of the signal p(r,,t;7r5) received
by the sensor 7, for a signal emitted by the sensor r; s and ry denote the positions of the
sensors when they are used as sources; r, and r,» denote the positions of the sensors when
they are used as receivers; and w and w’ are the frequencies associated with the signals
received by these sensors. The reflector location is estimated by 7o = arg max,.rcg Z(r%)
in some search region S, where Z is either Zgy or ZoiNT.

We can see the fundamental difference between the two imaging techniques. Again, the
parameters 2y and X4 used by the CINT imaging functional are the frequency and spatial
cut off parameters beyond which the data are considered to be uncorrelated. They appear
naturally by construction of the method, however there is no rule or indication to choose
them optimally. Borcea et al |23,24] point out that taking all receivers over the whole
frequency band is like doing a KM image. They also explain that optimal parameters 2}
and X exist but give no indication of the values of these parameters nor the methods used
to find them. In [25] a study is carried out in order to set up an adaptive imaging functional
that can estimate these optimal parameters. A new optimization function is set up in order
to automatically find the parameters (2 and X7:

O(Q4, Xa) = |7 (¥%; Qa, Xa) |15y + el Vs T (¥ 2, Xa) |15y » (1.72)

where:

Vet (y%; Q4, X4)|
supyses v/ |Zowt (¥ Qa, Xa)|

is the bounded variation norm [78] of the normalized square root of the image ZcinT, and S
is the search domain. Now we are able to find an approximation of the optimal parameters
05 and X minimizing in Q4 and Xj .

This search is always dependent on a user-defined a > 0 parameter. )3 and X, are
always dependent on the user’s choice, but the search is much more efficient than before.
Indeed, for two realizations of the same medium the imaging functional may need a large
Qg in one case and not in the other, for example. Adaptive search makes it easy to get
optimal values because, from the only choice of the a parameter, it will move faster to the
correct order of magnitude for 2y and Xy .

I (y%; Q, Xg) =

(1.73)
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1.5.2 Numerical CINT experiments

The setup for the numerical experiments used by Borcea et al. [24] is shown in Fig.
where the dimensions of the problem are given in terms of the central wavelength A\y. An
array of 185 transducers is used, a transducer being a device used as source and receiver.
They are at a distance h = % from each other. The object to be imaged is at range
L =90\ and at zero cross-range, measured with respect to the center of the array. In the
passive array simulations the object is a configuration of three point sources emitting the
same pulse f(t) simultaneously and the distance between these points is d = 6Ag. In the
active array simulations the three sources are replaced by three disks of radius Ay whose
centers are located at the same points. The disks are non-penetrable scatterers modeled
with homogeneous Dirichlet boundary conditions (acoustic soft scatterers). A probing pulse
is emitted by the central array element. The pulse f(¢) is the time derivative of a Gaussian
with central frequency fy = 1kHz and bandwidth 0.6 — 1.3 kHz (measured at 6 dB). With
a propagation velocity of 3 km/s the central wavelength is A\g = 3 m.

To simulate imaging in a cluttered medium, the objects to be imaged (sources or scatter-
ers) are embedded in an heterogeneous background medium. The fluctuations in the speed
of sound are modeled using a random Fourier series and a Gaussian correlation function.
The correlation length is [, = 1.5 m and the standard deviation o is equal to 3%. A typical
realization of the random medium is shown in Fig. where the units in the horizontal
and vertical axes are again given in terms of the central wavelength Ay, and the scale of
the colour bar is in 10 m/s. To generate the data the acoustic wave equation, formulated
as a first order velocity-pressure system in time, is solved using a mixed finite element
method [14,/15]. The propagation medium is considered to be infinite in all directions and
in the numerical computations a perfectly matched absorbing layer (PML) [19] surrounds
the computational domain.

absorbing medium

50‘
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- g —104’
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—501’: 2
o]
% 100 )L,O = range

Figure 1.6 — Sketch of the computational setup used by Borcea et al. [24)] (left) and typical
realization of the random speed of sound co(r) (right). The dimensions of the problem are
given in terms of the central wavelength Ag. The locations of the sources or reflectors to be
imaged are shown by dots e and the locations of the transducers are shown by crosses X.

In their work [24,31] the authors put forward the statistical stability of CINT imaging

301.5

300.5
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Passive array

Active array

Figure 1.7 — KM images for three realizations of a random medium with standard deviation
o = 3%. Figure is taken from [24)].

Xd:a,Qd:B Xd:Xsan:Qz Xd<X§,Qd<QZ

Passive array

Active array

Figure 1.8 — CINT images for three realizations of a random medium with standard deviation
o = 3%. Figure is taken from [24)].
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against KM imaging. They analyzed the KM and CINT point spread functions for passive
and active arrays of sensors [31], and quantified explicitly their resolution limits and their
signal-to-noise ratio (SNR). The SNR is defined as the mean point spread function at its
peak divided by its standard deviation.

To carry out analytically the resolution and SNR comparative study of the KM and
CINT methods, the authors used the relatively simple random travel time model for the
effects of the random medium on the array data. The model is valid in the regime of
geometrical optics in random media. In this regime wave diffraction, amplitude fluctuations
and power delay spread due to multiple scattering are negligible, while wave front distortions
are significant and well-captured by the model. A parabolic approximation model was also
used [26,29] to study CINT and KM in random media. However, an explicit analytical SNR,
calculation was not done, because the forward scattering model is too complicated to allow
evaluation of higher order statistical moments of the array data. The results in [26}29)
agree qualitatively with those obtained in |31]. The authors are particularly interested in
cases of large wave front distortions, where the random medium has a significant effect on
the imaging process. It turns out that:

1. The KM and CINT imaging functions provide an unbiased estimate of the source
or reflector locations. That is to say, the statistical averages of their point spread
functions are maximum at the true positions of the sources or reflectors that we wish
to image.

2. The SNR of the KM and CINT imaging functions near the actual positions of the
sources or reflectors are radically different. The KM SNR is exponentially small
with range, regardless of the bandwidth or the array aperture. This means that the
KM is not statistically stable and can not be used for imaging in regimes with large
wavefront distortions. The random fluctuations of the images are important and it is
not possible to observe the peak of the images near the actual positions of the sources
or reflectors. The CINT imaging method is significantly superior to the KM imaging
method because its SNR is not weak and is improved by increasing the aperture and
the bandwidth.

However, the statistical stability of the CINT comes at the detriment of some blurring of
the images. The compromise between the resolution and the stability of the CINT imaging
function can be explicitly quantified [31].

The results obtained so far are very encouraging and this is the reason that motivates
us to extend this kind of imaging techniques to heterogeneous flows.

1.5.3 Correlation-based imaging of moving objects

More recently, correlation-based imaging used to observe fast moving objects has been
studied [33,/69]. In these papers, the authors introduce a Doppler compensation parameter
~vp which is used in the imaging functional to provide the necessary correction of the move-
ment of the object to be observed. In Chapter [3| we will consider the same compensation
mechanism to extend the CINT imaging algorithm outlined above to moving heterogeneous
media such as jet flows.

Borcea et al. |33] introduce a passive synthetic aperture radar system motivated by space
surveillance radar networks for imaging small debris (the targets) in low-Earth orbit. The
system proposed is a powerful transmitter on the ground with one or several flying receiver
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Figure 1.9 — Top row: KM images for three realizations of a random medium. Note how the
peak dances around the true location of the reflector, indicated with the white dot. Bottom
row: square root of the CINT images for the same three realizations of a random medium.
Note that the peak is close to the true reflector location for all realizations, as predicted by
the theory. The azes are range and cross-range in terms of Ng. Figure is taken from [31)].
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Figure 1.10 — CINT imaging function for three choices of smoothing parameters X4 and €.
The left picture is with no smoothing, the middle picture is with optimal smoothing, and
the right picture is with too much smoothing. The three small reflectors are indicated with
black dots. Figure is taken from [25].

platforms. Each platform can separate the direct signals from the source and the reflected
signals coming from below and above, respectively. Fournier et al. [69] also consider the
problem of imaging a fast moving object. The imaging system is almost the same as in 33,
except the receivers that are assumed to be located on the ground for simplicity. Indeed,
it would be more interesting for the correlation-based imaging method to have high-flying
airborne receivers as in [33]. However, since the velocity of the receivers is low, and much
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lower than that of a satellite in low-Earth orbit, Fournier et al. [69] expect their theory to
generalize to this case. Airborne receivers are of interest because they can fly above the
turbulent atmosphere, in which case the expectation is that the correlation-based imaging
method will be robust relative to atmospheric turbulence effects. Robustness of correlation-
based imaging to propagation medium fluctuations was shown in [77] for stationary receiver
arrays. Fournier et al. [69] also expect correlation-based imaging to be robust to additive
measurement noise since they cross-correlate signals recorded at different receivers. Their
aim is to compare the well-known matched-filter imaging method with correlation-based
imaging. Imaging with correlations has the advantage of not requiring any knowledge
about the probing pulse and the emitter position, both assumed known with high accuracy
in the case of matched-filter imaging. But correlation-based imaging requires recording
fully resolved signals without down-ramping while matched-filter imaging does not. Down-
ramping consists in multiplying the signal by the inverse of the carrier frequency, to obtain
a lower frequency signal easier to sample. To account for the fast moving target’s velocity,
Doppler compensation (taken into account through the compensation factor vyp invoked
above) is necessary for both imaging methods.

In [33] for the case of a single receiver platform, the image is formed by cross correlating
the direct and reflected signals by adequately selecting the evaluation times in their imaging
function and compensating for Doppler effects. In this case, the functional needs to know
the arrival times from the transmitter to the antenna and from the transmitter to the
search point in the image, so accurate knowledge of the transmitter location is needed.
Furthermore, the one-receiver imaging modality is not capable of determining both the
target location and velocity. Unique recovery can be achieved, however, by using two pairs
of receivers.

For the case of multiple receiver platforms, the image is computed by cross correlating
the Doppler-compensated reflected signals recorded at two of the receivers. In this case,
the image formation relies on differences of travel times between the moving target and
the receivers. Borcea et al. [33] show that we also need to know the transmitter location,
but with relatively low accuracy, a result that is not without surprise. They also show
that two well separated pairs of receiver platforms are sufficient for determining the tar-
get location and velocity. As the distance between the receivers increases, they find that
sensitivity to knowing the transmitter location increases. Borcea et al. [33] anticipate that
the correlation-based imaging methods that they propose are very robust with respect to
additive measurement noise, because they cross-correlate signals recorded at different time
windows in the one-receiver case and they cross-correlate signals recorded by different re-
ceivers in the two-receiver case. They also anticipate that the proposed methods are robust
with respect to medium noise induced by the turbulent atmosphere.

In [69] it is shown that for both imaging methods, matched-filter and correlation-based,
nearly optimal resolution results of the order of the wavelength are obtained. The analysis
shows that even for a fast moving object such as a low-orbit satellite, the Doppler correction
does not affect the resolution but needs to be taken into consideration in the imaging
functions. One of the most important results is that a sparse configuration of a little
number of uniformly distributed receivers over an area big enough is sufficient so as to have
a point spread function with a similar shape (same maximum located at the same point
and same decreasing width, which means same resolution) to the one obtained with a dense
set of receivers. It is therefore possible, with a Doppler correction, to obtain an image of
a fast moving object. This opens very interesting perspectives for the objective of imaging
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through a random flow, which we wish to do.

1.6 Conclusion

In this chapter we have introduced the issues underlying the work that was carried
out during this thesis. Indeed, there are real industrial issues requiring source localization
through a random flow as well as the modeling of the associated direct problem. After a brief
introduction of the equations interesting us, we have presented the work carried out on the
modeling of the propagation of acoustic waves crossing a randomized/turbulent flow, and
more precisely with as a point of reference the experiments carried out by Candel, Julienne
and Guédel in the 70s [41}43]. We have presented several analytical models used to describe
these phenomena: the Lighthill and Lilley equations solved with the Born approximation,
a method using an ODA kernel, a model solving a radiative transfer equation, and a model
considering a stratified medium and using a spectral approach. It is this last type of
approach that interests us with the objective of achieving source localization afterwards.

Several numerical simulation methods can be used to simulate this kind of phenomena.
We have shown some of the results obtained so far, more or less in agreement with the
observations done in their experiments by Candel et al. [41-43]. The treatment of the
boundary conditions is very important and we have seen that several ideas have been
implemented.

Finally we have introduced some aspects of source localization in a random environment.
In particular we have explained methods using coherent interferometry imaging, which is
of particular interest to us. The statistical stability of this technique, unlike Kirchhoff
migration, makes it a strong ally for sources or reflectors localization in a random medium.
However, like any method using smoothing, it is strongly dependent on the choice of few
parameters. This problem has been partially solved by the adaptive choice which, even
though it still depends on a user-defined parameter, effectively finds the right smoothing
parameters to use. Finally we have presented the first results obtained in the context of
moving object detection using CINT imaging, which suggests us that this technique can be
adapted to the case of random flows.



Chapter 2

Acoustic wave propagation in a
random stratified flow

In this chapter we study the mathematical problem of the scattering of acoustic waves by
a random stratified flow. Starting from Sect. we consider the Fuler Equations for an
ideal fluid flow and linearize them around an unsteady, inhomogeneous ambient flow. Then
we focus on the study of acoustic waves propagating through a random ambient flow, which
is the one that interests us in order to try to explain the experiments depicted in Chapter[1]
We first study in Sect. the pressure waves transmitted by a homogeneous ambient flow
to determine the Green’s function of the unperturbed problem. Then in Sect. we con-
sider an inhomogeneous ambient flow with a randomly stratified bulk modulus and extend
the results of [72] for a quiescent medium to the case of a moving medium with a uniform
velocity. In Sect. we subsequently consider an inhomogeneous ambient flow with weak
perturbations of its velocity. We use a Lippmann-Schwinger approach to obtain an analytical
expression of the transmitted pressure wave with those perturbations, which are modeled by
a mean-square stationary process. From this expression we use a stationary-phase method
to derive the power spectral density of the transmitted pressure wave. In order to get an
analytical formula of the latter we assume, at the end of the calculations, that the source is
time-harmonic and the turbulent layer is thin. At the end of this chapter we make different
hypotheses in order to observe the influence of some source and turbulence parameters on
the power spectrum and compare qualitatively our results with the literature.

2.1 Linearized Euler equations about an unsteady inhomo-
geneous flow

We first outline how the Euler equations ([1.2)) are linearized adopting here a slightly
different perspective from Sect. since the ambient flow is now time dependent. The full
non-linear Euler equations for an ideal fluid flow in the absence of friction, heat conduction,

45
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or heat production are (see (L.2) in Chapter [L):

do
E‘FQVU 0,
dv 1

0, 2.1
dt+ ~Vp = (2.1)
ds
dt =0,

where o is the fluid density, v is the particle velocity, s is the specific entropy, and p is the
thermodynamic pressure given by the equation of state p = p*(o,s). It arises from the
thermodynamic equilibrium of the fluid so it depends on its density and temperature, or

entropy. Also:

d 0
a_92 2.9
itV (22)

is the usual convective derivative following the particle paths. This shows that the flow
is isentropic (i.e. each fluid particle has constant entropy but different particles may have
different entropy). Note that the flow is said to be homentropic if the entropy is constant
and in addition the same for all particles. Besides, if the flow is incompressible then by
definition ‘ét = 0, which implies V - v = 0 from the conservation of mass. In this situation
the pressure field p can no longer be related to the density, because the latter is constant
on the flow paths independently of the external loads. It becomes an independent new
variable, which is not a problem since we have an additional relationship provided by the
incompressibility condition. We will not impose this condition in the following analysis,
though.

Linearized Euler equations arise from the previous conservation equations when their
variables are expressed as sums of ambient quantities pertaining to the background flow
(subscript 0), and lower-order acoustic perturbations (primed quantities):

o(r,t) = oo(r,t) +d'(r,t),
v(r,t) = vo(r,t) +v'(r,t),
s(r,t) = so(r,t) + &' (r,t),
p(r,t) = po(r,t) +p'(r,t)

where 7 = (x, z) is the position within the flow, and @ is the horizontal coordinates and
z is the vertical coordinate. In such a manner, the ambient quantities satisfy the Euler

equations ([2.1)):

(2.3)

)

doo
— =0,
dt + Q()V Vo =
d’vo
— =0, 2.4
dt + 00 Vpo ( )
dsg
2 =0
dt ’

together with the following relations from the equation of state applicable to the ambient
flow po = p* (00, 50):
op™
Vpo = cgVoo + < ) Vso,
00

0s (2.5)
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where ¢g > 0 is the speed of sound in the ambient flow given by:

o (ot
0 ag .

Here and from now on one has redefined the convective derivative as:

d 0

that is, the convective derivative within the ambient flow. The primed quantities satisfy
the linearized Euler equations:

do’
f—i—Q'V vo+ V- (00v') =0,

dt

dv’

— +v Vg + — Vp - —Vpo =0, (2.7)
dt Q0 Qo

d

dfst + -Vsg=0.

In addition, one has from the linearized equation of state:
op™
p—cog+<8 > s (2.8)
s 20

Combining Eq. (2.4), Eq. (2.5), and Eq. (2.8) we arrive at:

d ( p 1 ,d | 1 [op”
Ly VoV —s S| () | =0
dt (gm:%) * Q()Cov pot v dt [rog < 95 ) 4o ’

v’ I s’ (319#) (2.9)
W g+ Ly — Voo — —— (P2} wpy=o0, :
dt ° oo g (e0c0)? " (eoco)? \ s 0 Po

d

dist + U VS() =0.

Discarding the last terms in s’ in these first two equations because they are of second order
by the arguments devised in [110], finally yields the system [67] (the last term in the second
equation below is apparently missing in [67, Eq. (2)]):

d (v 1
dt<K0>+V v’ +fov Vpy =

y (2.10)
dl + V +v' - Vg — A\ 0,
dt 0 2 Ko bo =
where Ky = gocg is the fluid compressibility. In terms of the unknowns ¢ := [’;—/0 (dimen-
sionless pressure) and u := gov’ (momentum) it reads:
dg 1 1 [(op*
7q + V < P ) u - VSO =0 )
dt QoK() 0s 00 (2‘11)

d
dit‘ + KoVq + (Tr(Dwo)I5 + Dwo)u + (VK — Vpg) g = 0.
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Here I, is the d x d identity matrix, d € N, Dwvg stands for the velocity strain matrix
within the ambient flow, such that (Dwog);i = %%j. Consequently (Dvg)u = u - Vg as
usually noted in fluid mechanics textbooks, and Tr(Dwvg) = V - vg. In the experiments [41-
43.91},/118] depicted in Chapter |1 where no combustion occurs and temperature variations
are small, the (cold) jet flow can be considered as a thermally and calorically perfect gas,
whereby its heat capacities at constant volume and constant pressure c, and ¢, respectively,
are constant. Therefore by the equation of state of a perfect gas c% = B0 where v = z—’; is

00
Laplace’s coefficient, and the above system reduces to:

d 1

d—(j +—V.-u=0,
y &o (2.12)

u
T KoVq+ (Tr(Dvo)Iz + Dvo)u + q(y —1)Vpy =0.
Combining the latter with Eq. (2.4) we obtain:

d 1

d—g +—V.u=0,

p o p (2.13)
u v

o + KoVq+ (Tr(Dvo)I3 + Dvg)u — q(y — 1)@07;) =0.

2.2 Acoustic waves in an homogeneous flow

Referring to the results of we specialize the foregoing analysis to the situation
where the ambient flow has a uniform velocity vg, and study the acoustic waves transmitted
by alayer —L < z < 0 of that flow. Then Dwvg = 0 and g is also a constant. The constant
ambient flow velocity vg is also parallel to the horizontal plane with coordinates x, such
that the convective derivative is:

%Z%%ﬂvo-vm. (2.14)
Here V. stands for the gradient in the horizontal plane. We more particularly address
the construction of the Green’s function for this problem because it has relevance to the
subsequent developments where the ambient flow characteristics will be randomized. We
thus add general source terms s = (h, f) on the right hand-side of with vg = constant
as follows:

d 1
7q+7v.u:i’
dt e Ko (2.15)
du

— + KyVg = .

o T KoV oof

The emitting sources s = (h, f) will be specified later on; see Fig. for the overall setting.
For the time being we consider the following specific Fourier transform and its inverse with
respect to the time ¢ and the horizontal spatial coordinates x:

T(w,k,2) = //eiw(t_”'w) T(t, x, z) dtde (2.16)

and:

1 .
T(t, @, 2) = @ny? //e_lw(t_"m) 7(w, K, 2)w? dwdk . (2.17)
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We note from this definition that x is thus homogeneous to an inverse speed, or slowness.
Therefore it is referred to as the (horizontal) slowness vector. Also the inverse Fourier
transform with respect to that slowness vector solely will be considered in the subsequent
analysis:

T(w, x, 2) // WRT 20, Kk, 2) widk . (2.18)

Taking the Fourier transform in Eq. - yields the following system for u =
(Ug,u,) and ¢

00 0 0z Koy’

BT, + iwKndk = 00F (2.19)
~ aq n
—iw, + Koot = 00f:
0z
with the definition:
B(k):=1—kK- v (2.20)
and ? = (?w, fz) Eliminating s in the above finally yields:
ou, B(K) K2 )A 1~
= iwk, — +—5h+ 90 ,
g =t (T8 - g ) T g st B
_ (2.21)
g iw 1 f
82’ Ko (2)

for (k) # 0 and k = |k|.

2.2.1 Modes of wave propagation

In the following developments it is assumed that the waves propagate over distances
much larger than the typical wavelength. This allows us to apply the diffusion approxi-
mation described in [72]. In this high-frequency regime only the propagating modes will
contribute to the quantities of interest, and the evanescent modes will not play any role.
Here we look at the conditions under which the wave modes are actually propagating.
Ignoring the source terms in Eq. -, U, q) satisfy the following homogeneous system:

s _ ok, (B(&) L ) ;.

0z c? B(k) (2.22)
Bq iw -
82 K()

It can be reduced to the following second-order homogeneous differential equation for @,:

0% _
371? +wD(K)i, =0, (2.23)

where we have defined the diffusion coeflicient:

_Bk) Ikl
D(k) = cg B0
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Figure 2.1 — Acoustic waves in a homogeneous flow of thickness L and flow velocity vg.

Note that ¢ satisfies the same equation. The sign of D(k) determines whether u, is a
propagating or an evanescent mode. Thus we want to know in which condition we have
D(k) =0, or B(r)? = c3|k|?, to deduce a condition on the sign of D(k). We assume here
that the Mach number M := |vg|/cy for the ambient flow is M < 1. Then it can be deduced
that D(k) > 0 provided that c3|k|? < B(k)%. Eq. shows that when vy = 0, this is
simply cg|k| < 1. When vy # 0 but the Mach number M < 1, the k-domain where this
condition is fulfilled is more complicated, but it contains the disk:

1
14+ M

oolk| < (2.24)

Both domains are displayed on Fig. for various Mach numbers. We shall typically
consider subsonic flows with low Mach numbers in the subsequent developments, thus the
condition M < 1 will always be fulfilled.

2.2.2 Integral representation of the pressure field

The properties of the ordinary differential equations (2.21)) for the scalar unknowns
(qo,u,) may be first analyzed by considering the homogeneous differential system:

o (q 0 X1/7q
3 (@) ¢l %] () @2
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Figure 2.2 — Admissible domain for horizontal wave number cork of the propagating modes

(solid line) and the disk co|k| < ﬁ (dotted line) for different Mach numbers M.

where

Blr) _ |k
g Bk)

is homogeneous to a slowness. Let Ip(k) = Ko((k) be the acoustic impedance and:

1 1
2 ~3 —1
M, — 101 I, 7 [0 IO]_Mal[l O}MO;
then the homogeneous system ([2.25) is diagonalized as:

) g\ . .1 0 g
oMo (1) =i O an (7).

which introduces the upward and downward wave modes a and b defined such that:

-~ +iw(k)z 0
g\ e a

882 (Z) =0, (2.28)

() = (2.26)

=

The latter then satisfy:
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which means that these wave modes are independent of z away from the source position.
Provided that « lies in the propagating domain displayed on Fig. such that ((k) is
real, a is the amplitude of the upward propagating mode while b is the amplitude of the
downward propagating mode. When ((k) is imaginary the wave modes are evanescent (i.e.
they decay exponentially with the propagation distance). Here we are interested in the
far-field expression of the wave so we can restrict our attention to the propagating modes.

We now add the contribution of the source. The latter is assumed to be located at the
depth zs and to generate forcing terms F(t,x) = (F(t,x), F,(t,x)) and H (t,x) such that
(see Fig. [2.3):

ft,x,2) = F(t,x)0(z — z5), h(t,x,z) = H(t,x)0(z — zs) . (2.29)

The forcing terms may either emit a short pulse at some time ¢z, or a stationary random
signal with Gaussian statistics, as envisaged in [74]. Both signals may also be localized
spatially in the horizontal direction, such that F(t,x) = Fy(t)0(x —x;s) and H(t,x) =
Hy(t)o(x — x5) for example. Then the vertical momentum @, and pressure g from Eq. (2.21))
satisfy the jump conditions:

00 =

~ ~ _ 1~
Uy(w, kK, 20) — Uy (w, k2] ) = —H(w, k) + K- Fglw k),

‘0 Bl) (2.30)
~, + ~, — 1 4 '
Q(w7nvzs ) - Q(W’R’Zs ) = 072 Z(wa’{) :

0

Consequently, the upward and downward propagating mode amplitudes of Eq. (2.27)) satisfy
the jump conditions:

a(w, K, zj) —a(w,K,z5 ) = 00 o iwd(k)zs Sa(w, k),

. (2.31)
b(w, K, zj) —b(w, Kk, 25 ) = 00 e Tiwl(k)zs Sp(w, k),

with the source contributions given by:

Sa(w,K)\ 1 ﬁz(% K)
<5b(w,f~”~)> =Ko Mo (H(w,n) +E ks Fa(w,r) ) (2.32)
One thus deduces that:

<Z> (w,Kk,z) =00 H(z — 2) [ei“é(n)zs e+iw?(,<)23} <§~:> (w,K) + <g) (w,k), (2.33)

where z — H(z) is the Heaviside step function such that H(z) = 1 if 2z > 0 and H(z) = 0
otherwise, and A and B are functions of w and k independent of z determined by the
boundary conditions imposed on the wave modes. They specify the wave forms impinging
the background flow at its boundaries z = —L and z = 0 if the source lies within
it [74], —L < z5 < 0, 0r z = —L and z = 2z, > 0 if the source lies outside it [72]. In agreement
with the experiments we have in mind, we shall consider in the subsequent developments
that the second situation rather takes place; see Fig. However, for the construction of
the Green’s function pertaining to the ambient flow, let us first consider that —L < z5 < 0.
Assuming that no energy is coming upward from z = —oo or downward from z = +o0,
translates into the radiation conditions:

a(w,k,—L) =b(w,k,0)=0. (2.34)
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]

Figure 2.3 — Acoustic waves in an homogeneous flow of thickness L and flow velocity vo.
The emitting sources f are centered at some zs > 0. a is the upward wave mode amplitude
and b is the downward wave mode amplitude.

Thus:

A=0, B=—gyet«®zg (, k), (2.35)

and one has with Eq. (2.27):

@\ 1 I/j;l(lweng + Qoﬁ'?'f;;:(?;‘) + ﬁz(a?),n)
_ = otHiwl(k)(z—2s) | _ cglo(k B(k)lo(k ] _
(az> (OJ, K, Z) 2 ¢ H(w,k) + ook Fg(w,k) + Io(K)F>(w,K) H(Z ZS)

c2 B(k) c2

0 0
! T3 + Sns - g
= —iwl(k)(z—2s) cslo(k r)lo(k c . _
+ 5 ¢ K Io(g)l%g(wm ! ﬁ(u;,m) - gon-f“(:(;()w,n) (1—-H(z—2)). (2.36)
c g B(k

From Eq. (2.19) one has ug, = %qﬁ{ away from the source. As a result, after defining the
four-dimensional fields:

p=|uz |, S=|(Fz], (2.37)
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Eq. (2.36) finally yields:

~ 1 iwC(r)(z—z ~ ~ Q
Plur2) = SH(: — 2) eSS g0 g () & 3 (k) S, )

1 ' R (2.38)
+ 51— H(z - %)) e W) o i (k) @ G (k) S(w, k),
where: . .
g S K )
a5 6) = 2= (i 50y 20) (2.39)

are the so-called (generalized) eigenvectors of propagation. Here a ® b stands for the usual
tensor product of vectors @ and b such that (a ® b);; = a;b; in Cartesian coordinates. This
result identifies the Green’s function for upward waves éo (w,K, 2z — z5), 2 > 25, and the
Green’s function for downward waves éo_ (W, Ky 2z — 25), 2 < zg, aS:

~=+ 1 iw z -~ ~
G (w,k,2) = 3 eFiwd(r) 00 gg(r») ® g(:)t(li',) ) (2.40)

Since a @ be = (b - ¢)a for any vector ¢, b- ¢ being the usual inner product of b and ¢, the
scalars:

(2.41)

1 Hw,k) k- Fyw, k) T
= (KO LT = (( )Fz(,>>

then turn out to be the (generalized) coordinates of the forcing terms S on the eigenvectors
of propagation, in the Fourier domain.
We can now summarize the main results of this section in the following lemma.

Lemma 2.2.1 (Solution of Eq. (2.15)) and Eq. (2.19))). The solution p = (q,u) of Eq. (2.15))

reads:

p(t,x,z) = Gop * s(t,x, 2)
= // Go(t—t,x—a' 2—2)s(t', 2,2 )dt' dx'd?’ ,

where Go(t,z, 2) = Gi (t, @, 2) H(2)+ Gy (t, z, 2)(1—H(2)) is the Green’s function computed
as:

Gy (t2,2) = 5 (52)3 / / H TR0 5 () @ g (k) widwdi . (2.42)

For point sources located at the depth zs € [—L,0] with forcing terms S(t,x):
s(t,x,z) = S(t,x)6(z — z5),
the solution P of the system in the Fourier domain reads for any z € (=L, z5):
N 1 . _ o o ~
Pl 2) = 5 e 02 00 G (1) © G (1) S, )

(2.43)

1 _. o~ —
= e E) 00 8 (w, K)gy (k)

where 8~ (w, k) = gy (k) - S(w, K).
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Remark. In the integral is over all & in R2. For k such that ((k) is imaginary,
the sign of the square root of which gives rise to an exponentially decaying function
in is selected. We are, however, interested only in the far-field expression, so it is
possible to restrict the integral over the k-domain where (k) is real-valued; see Fig.

2.3 Acoustic waves in a stratified low with random bulk
modulus

We now consider the case where the bulk modulus Ky is randomly varying about its
homogenized value K and address the diffusion approximation regime |72, whereby the
scale of fluctuations ¢ of the former is much smaller than the typical wavelength A of the
waves, which in turn is typically much smaller than the thickness of the flow L. This scaling
is quantified by introducing the small parameter 0 < ¢ < 1 such that § =¢ and % =2 In
this respect, the bulk modulus depends on the depth z in the flow (—L,0) and is constant

outside:
1 —
Ko(2)

where (v(z), z € R) is a zero-mean, second order stochastic process. We note from this def-
inition that the fluctuations of the bulk modulus are not assumed to be small. Accordingly,
the source term has now the form:

1+v(%)] forzel-L,0],
for z € (—o0, —L) U (0, +00),

[=[—==]~

fo(t,z,2) =" F (6, 6) 5(z — 2), (2.44)

where the multiplicative factor " scales the amplitude, while the exponent r will be specified
later on. In the section we assume that the source term h® in the mass conservation equation
is zero for convenience. Then the momentum u® = gpv®’ and dimensionless pressure ¢¢ = 2~

K

are the solutions of the system (2.15) modified for this scaling as: o
[l—i—y(z)} (Or+vo-V )q6+iv-u€—0

g2/ T TRy ’ (2.45)

(O +vo-Vgy)u® + KVg* = oo f°,

provided that —L < z < 0. The superscript ¢ in these quantities stands for the fact that
they depend on it because both the bulk modulus and the source do so. The scaled specific
Fourier transform of the dimensionless pressure ¢° and its inverse with respect to the time
t and the horizontal spatial coordinates x are:

7 (w, Kk, 2) // Tlorm) 2tz 2) dide

¢tz z2)= 2ne) // — ) T (w, Kk, 2)w? dwdk
s

with similar expressions for the momentum u® and its transform u°®.

and:
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2.3.1 Integral representation of the pressure field

Taking the scaled Fourier transform in Eq. (2.45)) yields:

—iﬂﬂ[l—i-u(%)}ff—i-ii a9y,
£ € €00 00 0z
iw . e ~e
——Puy +*Kq K=00fz,
£ €
iw o

a4 K
+ 0z

A =o00fs,

or, after eliminating u,:

ou;,  iw 9 Z\] e , Q0 ¢
9 = [Kﬁ +QOBV<;2>]Q +§"5'fm7

~ (2.46)
0  iw o
0z K +3 K

where:
2
((K) = 5;‘) - g’;'{) , (2.47)

for ¢ = \/K/po and B(k) # 0 given by Eq. (2.20). Along the same lines as in Sect.

we are interested in the propagating wave modes and consider that ((k) is real, which
holds if ¢|k| lies in the admissible domain displayed on Fig. for various Mach numbers
M = |vg|/c < 1. This is assumed to be the case in the following analysis.

The homogeneous differential system associated to [2.46] reads:

o (¢\ iw, |0 ﬁ i w [z 0 0| (¢
9z <ﬂi> N ?g [KC 0] <ﬂ§) + e’ (?) [QOB 0} (ﬂi) ’

Let I(k) = K((k) be the homogenized acoustic impedance and:

1 1
1> I3 oI/ . [T 0 .
M= [I% —I—%] ’ [I 0 } -M {0 —JM’
in addition, let us introduce the upward and downward propagating mode amplitudes a®
and b° defined such that:

T\ et edln) 0 a’
M <a> = [ 0 e \pe ) (2.48)
The latter then satisfy:

0 (af 1w6() 2 1 o~ 22C(k)7] /e
0z (bf) 2e((k)c? (?) [_ ot ((r)z 1 <b€> ; (2.49)

together with the rescaled counterparts of the jump conditions (2.31)):

) —af(w,k, 2, ) = 0" T 2l(k)zs S, (w, k),

r7s

Vo (w, Kk, 27) — b5 (w, K, 25 ) = 0pe" T3 e+?w§(“)25 Sp(w, k),

r~s

(2.50)
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b
N
bE(O)\

a®(0)

~N

il
@

b(=L) a®(=L)
Figure 2.4 — Acoustic waves in a stratified random flow of thickness L and flow velocity

vg. The emitting sources f° are centered at some zs > 0. a° is the upward wave mode
amplitude and b° is the downward wave mode amplitude.

where the source contributions are given by:

)

I(s) - k- Fa(w, k)
S (w,k)=—"—"F,(w,kK)+ ,
VI(K) 5 F
Sy(w, k) = *(K’)Fz(w’ k) — k- Faw k)
K Bk)VI(k)
Assuming like in the homogeneous case of Sect. that no energy is coming upward from
z = —oo or downward from z = 400, and that the source is located at the surface z; = 0,

the upward and downward wave components impinging the flow are:

a*(w,k,—L) =0,

2.51
b (w, k,0) = —5T+3§b(w,n), ( )

see Fig. The system (2.49) may be analyzed as in |72, Chap. 8] by introducing the
propagator matrix P®(w, kK, —L, z) such that:

C%Ps(w,m, —L,2)= éH (w, K, g, v (?2)) Pe(w,k,—L,2) (2.52)
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with the initial condition P®(w,k,—L,—L) = I, and:

iwB(k)v 1 einC(K)Z]

H(w,k,z,v) = RO [_ () . (2.53)

Ordinary differential equations of the form ([2.52)) have been extensively studied in [72]. The
propagator is a frequency-dependent symplectic matrix which has the form:

13 o f
P (w,k,—L,0) = [T (w,k,—L,0) p(w%L?o)} |

pg(wa K, _La 0) Ts(wa K, _La 0)
with

2 = Jpf 2 = 1 (2.54)
owing to Tr H(w, Kk, z,v) = 0. From Eq. (2.49) it is deduced that:

e aa(w,n, L) aa(o%“'a Z)
— — — < < .
P ((,L),I-’{,7 L,Z) (be( K, L) = bE( : ,Z) ; L z 0,

thus, the boundary conditions (2.51)) imply that:

0 af(w, Kk,0)
- B — ) 9
P (Wa K, L’ 0) <b€(W, K, —L)> <_5T+35b(w7 K’)) ’
and consequently:
b (w, i, —L) = —" T (w, 5, — L, 0) 8y (w, ) ,

where: .

T°(w,k,—L,0) = 7¢(w,k,—L,0) (2.55)
is the transmission coefficient of the slab (—L,0). From (2.54) we get that T¢(w, k, —L,0)
is uniformly bounded by one. Using the same result we also obtain the mode-energy-

conservation equation:

% (w, &, 07) 7 = [b°(w, &, ~L)* = |28 (w, k) [*. (2.56)

It follows that the dimensionless pressure ¢° at the surface of the flow reads:

r+3 .
¢ (w,k,—L)= — £ o0 etHiwg() 2 T (w,k,—L,0)Sy(w, K),
2\/1(k)

and therefore the acoustic pressure admits the following integral representation:
pal(t7 €, _L) -

[ e ) ey poy B @FR@R) 2 g
167T3/ (S (wah'ly 9 ) IB(H)C(K‘,) QO z(w,ﬁ) w WakK .

(2.57)

Here the integral is over all frequencies w and over slowness vectors & such that ((k) is
real-valued. The contributions of the slowness vectors k that do not satisfy this condition
are negligible when the propagation distance L is large (far-field acoustic pressure).
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2.3.2 Characterization of moments

From the integral representation we see that the transmission coefficients 7°
of Eq. fully determine the transmitted wave field. From the energy conservation
relationship the moduli of these coefficients are bounded by one. Now from Eq.
again it is seen that the distribution of waves in time and space depends on the joint
distribution of the integrand over all frequencies w and horizontal slowness vectors k. We
next illustrate that the knowledge of the joint moments of the transmission coefficient for all
finite combinations of different frequencies and slowness vectors is enough to characterize
the distribution of the transmitted waves in time and space. This follows from the fact
that the expectations in Eq. below have arguments that involve a finite number of
frequencies and slowness vectors. In view of the form of the transmitted pressure ,
the subsequent analysis is a direct extension of the results of |72 Sec. 14.2] with an adapted
phase accounting for the ambient flow velocity vy.

2.3.2.1 Transmission coefficient

A convenient way to characterize the finite-dimensional distributions of the scalar wave
is to compute the joint moments of order my, ..., my:

E{p” (to, +es1,®1, —L)™ - p” (to;n + €S, @p, —L)™ }

which, using (2.57), can be written in an integral form with respect to the variables w;
and kKj;, 1 <1 <n,1 <7< my:

]_ . . w-yd)-’
Wn/.../elzwj,lsl elz%E{HTe(Wj,hK?j,l,—L,O)}

@ Kji - Qoﬁ’w(wﬂ’ K1)
om ﬂ(nj,z)ﬁ(“j,l)

where m = )" ; m; and we have defined:

— Qoﬁz(wj,lv Iﬂ‘,j’l))] ijz,ldwj,ld’/"’j,l N (2.58)

bj1 = P(toy, ki1, xr) = —tog + Ky - 2 + L{(kjy) -

In the above expression the sum of exponents and the products are taken over all the
distinct frequencies and slowness vectors, that is, over [ and j such that 1 <[ < n and
1 < j < my. Therefore, we are led to study the joint distribution of the transmission
coeflicients for a finite number of frequencies and slowness vectors. We now relabel these
by (wi,K1), ... , (Wm,Km). First, consider the situation where the phase vanishes ¢;; = 0.
Then, if we could obtain the limits:

liH(l)E {T* (w1, k1, —L,0) - T*(wpn, Km, —L,0)} (2.59)
e—

of all these finite-dimensional problems, we would have characterized all the finite-dimensional
distributions of the transmitted wave front in space and time. The argument presented
in [72, Sec 8.2.5] in the one-dimensional case can be directly applied to the present situa-

tion. The limits (2.59)) are given by:

E {T(wl,nl, CL,0) - T (Wi, oy —L,o)} , (2.60)
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where the coefficients T'(w, &, —L,0) are solutions of the system of stochastic differential
equations:

2
dT(w,k, —L,2) = — w? QOﬁER;JT(w, Kk,—L,z)dz
K
(2.61)
+iw Qog(a)ﬁ (w, ko —L, 2)AWo(L + 2)
driven by a single standard Brownian motion Wy. The initial condition is given at z = —L
by: 3
T(w,k,—L,z=—-L)=1,
and the correlation length coefficient « is given by:
1 [t
1= / E{0(0)v(2)} d=. (2.62)
=2 — 0o

This physical parameter is discussed in detail in |72} Sec. 6.3.6]. It is the Fourier transform
of the autocorrelation function of v/K at zero frequency, hence it is non negative. An
application of It6’s formula shows that Eq. can be transformed to the Stratonovich
stochastic differential equation:

dT(w,f@, —L,z) = wQQOBE:;z’Y (w,k,—L,2)dz
. 00B(K)\/A

— T ~L L
+ iw 20(1) (w,k,—L,z) o dWy(L + 2),

which admits the following explicit solution:

= — exo [ i 008 (k )\f wQQOﬁ(&)
T(w,k,—L,0) = p< ( ) Wo(L) — SC(FL) L) (2.63)

Therefore, if we substitute T for T¢ in Eq. , we obtain a characterization of the
distribution for the wave front through its moments. This substitution leads to the correct
asymptotic limit expression for the wave front also in the case with a fast phase, that is,
when ¢;; is nonzero. The small ¢ limit for the front is then obtained via a subsequent
stationary-phase argument elaborated in the following Sect. [2.3.:2.2] We denote by p the
limit for the pressure that follows from such a stationary-phase (sp) evaluation, so that:

]5(3,217, _L) = (Sp) hm psl(to + ES, T, _L)

_ 71ws L o(to,k,x) T -
5p) i 163 167r3 // T(w, %, ~L,0) (2.64)
K- 00Fz(w, K ~
(W - ool F~>) P

where the phase ¢ is given by:

P(to, k,x) = —tog + k- + L{(K) . (2.65)
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2.3.2.2 Stationary-phase method

It remains to evaluate the foregoing integral by the stationary-phase method.
The analysis is a direct application of [72, Prop. 14.4] in two dimensions. First, it follows
from the scaling of the stationary-phase limit in two dimensions and Eq. that the
transmitted pressure field is of order 1 if » = —1. Second, we search for the stationary
horizontal slowness vector k¢, that solves V,¢(ksp) = 0 because it is the one that gives
rise to the main contribution to the integral ; see Fig. for an illustration. In view

of Eq. (2.65) and Eq. (2.47)) we have:

L 1 K2 2
Vo=@t IV =2 o) K? * 5<n>2> vot B(H)H’] ’

where k£ = |k|. The Hessian H, ;¢ := V,; ® V¢ (used in the asymptotic computation of
the integral by the stationary-phase method) is:

H.¢ = LV, ® V,(

L

T K2 2
—C(K,)B(H)[ 2+'U0®'UO+K:®5'U0:| s

B(r)? B(k)

where a ®s b = 3(a ® b+ b ® a). Here the equation V¢ = 0 does not admit a trivial
solution so we cannot find an explicit formulation of kg, as in [72]. To work around this
problem we use a Taylor expansion of ¢. We assume now and for the rest of this section
that the flow Mach number (a vector here) M = vy /c has small amplitude M = |M| < 1,
and consider that the horizontal slowness vector is such that |k| < 1/c in view of (2.24).
At first, the Taylor expansion of {(k) yields:

n—i—@ *|k|? ‘k+o0 (k) = ——o
€09 = g ~ e L+ EIRPIM 400D el) = e

Then the phase ¢(t, k, x) reads ¢(t, k,x) = ¢o(t,k,x) + Mp1(Kk) + o(M) where:

L
po(t,k,x)=—t+K -+ ——

c(k)’
é1 (k) = —LCQ(C") 1+ E|kP)oo - &,

for v9 = wo/|vp| being the direction of the flow. Likewise, the gradient of the phase is
expanded as:

vn¢(t7 K, $) = VK¢0(ta K, w) + le‘-"(z)l(’{’) + O(M)
where:
Vedo(t,k,x) = x — Le(K)k

Le(k 3—2lk|? .
Vioi(k) = — 2(c ) (1+ k)2 + <1_62:H:2> CE® f@} Vg -
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The equation Voo(t, k, ) = 0 is exactly the stationary-phase equation solved in |72, Sec.
14.2.2] for a quiescent medium, so we know that:

ko= ——o (2.66)

- e/|z2+ L2

is its unique solution. Invoking the implicit function theorem, the equation V¢(t, k, ) =0
has a unique solution K¢, in a neighborhood of kg and the function M — kg (M) is
differentiable in a neighborhood of M = 0, such that expanding it as ke, (M) = Ko +
M#k1 + o(M) one has:

k1 = KL, (0) = —(Hego(ko)) ™ Vi (ko) - (2.67)
Indeed the Hessian of ¢q:
H,.¢o(ko) = —Lc(ko) (I2 + c(ko)?ko ® Ko)

is invertible provided that kg is in the propagating domain such that ((kg) is real, and its

inverse is: .

~ Le(ko)
Then the stationary horizontal slowness vector reads:

(Hego(rko)) ' = (I — Ko ® ko) -

Kgp =

Q| =

T 1 /2|x|?> + L? L2 1
- M+——" (M. M), (2
[ \w!2+L2+2(|m]2+L2 t eE s M @)z HolM),  (268)

and the vertical slowness vector at the stationary point is:

! L 1 (2@|* + 4|z[2L? + L4 ]
Clre) = [mmp (et ) (M) +olM).

This corresponds to a plane-wave mode that is traveling in the direction of the observation
point (x,—L), as seen on Fig.

We can use now this expression to compute p(s, &, — L) from Eq. by the stationary-
phase method and have an idea of the solution of the transmission problem in the limit of
small Mach numbers. The phase at the stationary point is:

VieR+L2 1 2z + L?

In view of Eq. (2.64]) and |72, Prop. 14.4] we choose to such that it cancels the phase at the
stationary point, since otherwise this integral goes to 0 as ¢ — 0 by Riemann-Lebesgue’s
lemma. At first order in the Mach number M we thus have:

to:W_l(W> (M - )+ o(M)

c 2¢ \ |z|* + L?
Applying [72, Prop. 14.4] for n = 2 we obtain:

ot Kep, ) = —t +

ei(n" -1)

872, /[det Heg(fimp)]

. oo F ~
% / e iws T(w, Kep» —L, O) (K’Sp 0o m(wa Ksp) - QOFZ((")) K/sp)) wdw ’
R

us
2

ﬁ(sv Z, _L)

B(""sp>C(K'Sp)
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-

Figure 2.5 — Acoustic waves in a stratified random flow of thickness L and flow velocity vg.
The source position at (xs,zs) = 0, the observation point at (x,—L), and the stationary
slowness vector Kep.

where n* is the number of positive eigenvalues of H¢(ksp) and T(w, k,—L,0) is given by
Eq. (2.63). Since n* = 0 one has therefore:

1
 sn2y/|det Hyd(ksp)]

2 2
. 00B(ksp)VY _ QQOB(HSp) Y
_j iw =YW (L w*—2——5—L | ~
x/e s o 2t VO T sl 00 (w, Kgp) —
R

5(87 &, _L)

Ksp - Q()ﬁfc(w7 K’SP) d
B(risp)C (o) ) -

(2.69)

The corresponding limit expression for the transmitted pressure field pg in an ambient flow
with constant bulk modulus K is obtained from the above expression with v = 0, that is:

_ 1 —iws - 5 Ksp - Qoﬁm(wa K’Sp)
po(s,x,—L) = /e WS iw | 00 Fy(w, Kep) — —2 dw
of ) 872, /| det Hyd(ksp)| Jr (0 (, ksp) B(ksp)C(Ksp)

For the particular case of sources (12.44)) located at the origin:

Fo(t @, 2) = éFt (i) 5(2)8(z) =<y (i) 5(2)5(2) |

the latter equation yields:

ﬁO(Sa Z, _L)

— ! (Q Fl .(s) — Bp B twl® QOF;’m(S))
dmy/[det Hod (k)] \ 7 Blksp)C(ksp) )
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where kgp(x) is given by Eq. (2.68). Eq. thus shows that as in [72, Chap. 14], the
transmitted pressure field through a stratified random flow is a simple modification of the
pressure field transmitted through the constant flow. We summarize this results in the
following proposition, which is the counterpart of [72, Prop. 14.3] for a random medium
moving at the (small) Mach number M; see also Sect.

Proposition 2.3.1. In distribution the transmitted pressure field is characterized by:

e (VIEP L1 22+ 12 . 1) = s —
il_I;%p < c 22 ‘$’2+L2 (M $)+5$,$, L —p(s,m, L)7
where:
ﬁ(sa z, *L) = [ND(m,L,M) *ﬁo('7w7 7L)](S - D(m7L’ M)G) )
having set:

D@, L, M) = Q;éfs‘;) VAL,
S>\"Vsp
1
Np(s) = NorSs e 2D7

and G is a Gaussian random variable with mean zero and unit variance.

The shape of the transmitted pressure wave front is thus given by the convolution
of a Gaussian kernel with the shape of the pressure wave front transmitted through the
constant flow. It is deterministic, whereas the travel time shift D(x, L, M )G is a random
delay proportional to a Gaussian random variable with mean zero and unit variance. This
phenomenon is referred to as stabilization of the front, as discussed again in |72, Chap.
14]. Consequently, the proposed model of a stratified flow with a random bulk modulus is
not able to explain the spectral broadening effects outlined in Chapter [I] and observed in
experiments. Thus we turn to the study of an alternative model where the flow velocity is
now considered as a random field. The analysis is outlined in the subsequent Sect.

2.4 Acoustic waves in a stratified low with random velocity

We define a fluctuation model of the ambient flow velocity as follows:

vo(t,r) =

{ v+eV(tez) z€[-L0], (2.70)

elsewhere .

Here 0 < L is the width of the random flow, v is the constant ambient flow velocity which
is also parallel to the horizontal coordinates  of r = (x,z), and 0 < ¢ < 1 is a small
parameter which scales the amplitude of its fluctuations V. This parameter is often called
turbulence intensity in the dedicated literature, as it is related to the components of the
turbulent kinetic energy. The latter are generally different for each direction [41], but it
is assumed in the above model that such intensities are comparable for all directions. The
fluctuations of the constant ambient flow velocity in Eq. are given by the mean-square
stationary random vector (V' (¢,7); t € R,» € R3) with zero mean:

E{V(t,z,z)}=0. (2.71)
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Its auto-correlation matrix function reads:

E{V(t1,r1) @ V(t2,72)} = Ry (t1 — t2, 71 — 72)

L_r,—r)(21)

= R(t1 —t2)0(x1 — z2 — (t1 — t2)ve)d(21 — 22) Li— Lo

(2.72)
where vy is the convection velocity of the turbulent structures (eddies) in the shear layer,
and ¢ — R(t) is a 3 x 3 matrix function which describes the auto-correlation in time.
Here z — 1;(z) is the characteristic function of the set I such that 1;(z) = 11if z € I,
and 0 otherwise. Ly and L; are lengths characterizing the depth of the flow (—Lj, —Lg)
ultimately chosen as Ly = 0 and L; = L. This model means that the fluctuations V' are
delta-correlated in the local frame moving at the turbulent velocity wvy.

=

2~

/X
- = =
==
- =" y+eV(tx2)
\/_\
//j\

75

Figure 2.6 — Acoustic waves in a random flow of thickness L and average ambient flow
velocity v. The emitting sources f are centered at some zg > 0.

2.4.1 Transmitted fields with fluctuations of the ambient flow velocity

We now turn to the case of an ambient flow with a fluctuating velocity, namely Eq. (2.70)
with € # 0. The system ([2.13)) reads in this case:

d 1 h

£+—V-u:——5V-Vq,

dt e Ko (2.73)
d av
di: + KoVqg=o00f —eV - Vu+epo(y— 1)Eq —e((V-V)Is+DV)u,
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where: d P . .
- = v -
a ot —_ 7
is the convective derivative. In view of Lemma 2.2.1] its solution can be written as:
p=Gox(s—eKp), (2.74)
where:
KyV -V 0

K = [ (2.75)

1-79 ~(V-V+V-V)I3+ DV|"
This is a so-called Lippmann-Schwinger equation [99], of which a solution can formally be
constructed by induction:

P Z pO _ .Gy« Kp™

n . 2.76
= | Li+) (—Go=K) | p, (2.76)

j=1
with p(®) := Gy * s. We will focus on the power spectral density (PSD) of p in the sub-
sequent developments, and more particularly the corrections to the PSD of p©@ induced
by the random fluctuations eV (¢, r) of the constant ambient flow velocity v. The leading
correction term is proportional to £2. Therefore, the above expansion is truncated at order
2 because it is anticipated that higher order terms will be negligible:

p~p? =pO —cGyx Kp® +£2(Gy+ K)*p. (2.77)

We note for convenience:
P =GoxKp?, p® =(GoxK)*p,

the first-order and second-order terms, respectively, in the expansion of p about the unper-
turbed, or ballistic pressure/momentum fields p(®) solving Eq. (2.15)). Fig. sketches the
zeroth, first, and second order contributions to the perturbative expansion (2.77)), where
pOD) corresponds to the waves that have been scattered once by the random heterogeneities
of the ambient flow velocity v, and p(02) corresponds to the waves that have been scattered
twice. All these quantities are the combinations of upward and downward fields. We show

on Fig.[2.7 only the downward fields, i.e. the transmitted fields for z < —L.
Regarding the first-order perturbation p(®), we have explicitly:

p(01)(t, x,z) = // Got—t,z—x' - z')Kp(O) (', 2,2 )dt' dz'd2’ . (2.78)

The second-order perturbation p(®?) is expressed similarly by iterating the convolution
product. As will be seen in the following Sect. the first-order contribution in this
proposed perturbative model is responsible for the spectral broadening effect depicted in
[41-43]. Therefore we will mainly focus on this term in the following analysis. In the Fourier
domain , the first-order perturbation reads:

13(01)

= //ei‘”(t_”'w) dtdzx // Go(t—t,z—x' 2~ z')Kp(O) (', x', 2 )dt' dz'd?’

= /(//eiw(t—nm) GO(t,$, zZ — z')dtdm) <//eiw(t/_"'m/) Kp(o)(t/7 m/’ Z’)dt/dm,> dz’

(2.79)

(w, K, 2)
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Figure 2.7 — Acoustic waves in a random flow of thickness L and average ambient flow veloc-
ity v. Zeroth (ballistic), first, and second order perturbations in the second-order expansion
of the transmitted pressure/momentum fields.

with the changes of variable t —t' — ¢t and £ —x’ — x. The first bracketed term is nothing
but a‘o(w, K,z — 2'), while the second one is the Fourier transform of a product-hence a
convolution product in the Fourier domain . In this setting, the Fourier transform of
the product of regular functions f(t,x,z) and g(¢, x, z) reads:

fo(w, K, 2)
w’

<w W, — Wi = WK z> w?dw'dK’ . (2.80)
w—

Thus it remains to compute the Fourier transform (2.16) of K, which depends on time ¢

and the horizontal spatial coordinates @ through V (¢, , z) and its various products with

V = (Vg,0,). As for the upper left term K7 = KoV - V of K for instance, we have:

—_— K
Kllf(w K, Z 0

// i(wk — W'K) Ve (w',n’,z)+173(w’,n’,z)8z]

.
x f <w -, M, z:> w?du'dk’ . (2.81)

w—w'

Accordingly, the lower left term Ko = (1 — 'y)% yields:

- 7 . 1 = I NT
Ko f(w, K, 2) = PNCISE / Ko (W', KV (W', K, 2)

/

ot
x f (w - M, z> W?du'dk!,  (2.82)
where kgl(w, K) =iwpo(y — 1)B(k)I3, and the remaining lower right term:

1
Kn=_((V:V+V:V)I;+DV)
0
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yields:

K22f(w'i2 @) //

R Y o0 PR
+iwk - V(W k', 2)Is+ V(W K, 2)® (w & ) + 0. V(W K, 2)® (0> ]

(W', K z)+17z(w’,n/,z)8z) I3

0 1

/

o
x f <w -, M, z> W?dw'dr' . (2.83)

We finally apply the foregoing formulas to the calculation of f)(m) in Eq. - Here
1/5(0) is given by Lemma [2.2.1] Eq. ( -, which is considered for the case z; = 0" from
now on in view of the apphcatlon of [41-43] we have in mind. In this situation the Green’s
function Gy is reduced to its downward contribution G|, in the expression of P and pV,
as one can see on Fig. and f)(o) is such that:

azﬁ(()) ((A), K, Z) = —1wC(K,)ﬁ(O) (wa K, Z) :

This allows us to replace 0, by —i(w — w')( (“mw%‘g,”l) in the expressions of the Fourier
transforms of K 11p(0) and K 22p(0) obtained with the above formulas. We summarize these
results in the following proposition.

Proposition 2.4.1. Assume the forcing terms are point sources as in Lemma with
zs = 0. Then the first-order transmitted perturbations p®Y) in the perturbative expansion
12.70)) are given by:

~(01) Q2€71w< 1wa(wmw k') U
P (w, kK, 2) = "e(w, kW, K) V(WKL)

o
x & <w -, m> w’2dw'dn'dz’> go (k), (2.84)

where S~ is the generalized coordinate given by Eq. (2.41), and the slowness o is given by:
/ !,.!
! ) = _ (1% Wk Wk ] 2.85
ol W) = 6t) = (1) ¢ (522 (2.85)
The vector ¢(w, k,w',K') is:
ew, kW' K) = k(w, ko', k) — wo(w, kW, K d(w, ko', K)

where Ko = diag(Ko, - o % é), and E(w,m,w',l@’) and cAl(w,rv,w',le’) are given by:

00Ky w—w

—I—i’\ (%) § wk — WK\ (iWK +i iw' k! . wk — WK 41(k)
Qogl g1 T —o 0 % 0 g1 T —o g1

P _(wk —WEK wk — W'k
+9(x )T Kog, <w—’> kq <W—w'7,> , (2.86)

1
~ 1 wk —wWK'\ "2~ ~
k(w Kk, K) = ¢ < ) o (W', k)G, (k)

w
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~ 1.  (wk —W'K" [0
d(w,ﬁ,w’,n') = 791('4’) "91 </> <1>

00 w—-w
1 /0\ . [wk—wkK\ .
S0 () g, s

W —w

respectively, with Ed(w, K) = iw(k, —((K)) and:
~ 1 K
100 = i (5006 ) (2.59)
' (k) \B(k)
Proof. Gathering the foregoing definitions of Eq. (2.81), Eq. (2.82), and Eq. (2.83) one

arrives at:

2 —1wC ~
ﬁ(m)(w,m,z) </// iwo (w,k,w k)2 (/C(w,h;,w’,n/,z’)

+D(w, ko', K, 2 ))S (w W M) w’%w’dm’dz’) go (K),

W —w

where K and D are the scalar functions:

ot
K(w,k, ' k', 2") =g, (k ) KOK(w K, K 2)g, <WZ(:,R> ,
(2.89)

ﬁ(w,m,w',m’,z’) =gy (k ) KOD(w kW' K 2)gy (W) ,
w—w
where K and D are the 4 x 4 matrices:
o N
Kw,k,w' K 2)= <kd (w " M) . V(w’,&’,z’)) 1,

w—uw

o

0
+ |:’%21(w/, f@’)f/(w’, K, 2 ’%22(@0/, n’)f/(w/, K, z’)] ’
~ 0 0
D ! ! ! — - -
(OJ, n,w ,R y % ) |:0 DQQ(Q)/, m’)@zrV(wQ K//, Z/):| )
with:

~ ~ L e ~ o0
Ko KV (W, K, 2) = <1w014,> VW, K NI+ V(W K, ) ® <1w0&> ,
T o U 0 ST AR U 0
Do (w', k)0 V(W K, 2') = 1 0y V(w, K, 23+ 0,V (W, K, 2)® NE
But by a straightforward computation:
IE(w, Kk, K )= E(w, k,w K- ‘7(w’, k' 2
where k is given by Eq. (2.86)). Likewise:
ﬁ(w, k,w, K )= cAl(w, Kk, K- 82/17@/, k' 2
where d is given by Eq. (2.87). Integrating by parts in 2’ one has:
/eiwa(w,n,w'7n’)z’ ﬁ(w, K',,w,, K,/, Z/)dZ/ _

_ iwo’(w, n,w’, K,/) /eiWU(W,R,w”K’)Z’ a(w, n,w’, K,/) . ‘7((,0,, K',,, Z,)dZ,,

which, when combined with the foregoing expression of E, gives the claimed result. O
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2.4.2 Computation of the power spectral density

Our aim is to compare the foregoing analytical model with the measurements of [41H43].
Here the experimental results are presented in terms of the PSD or mean-square Fourier
transform of the pressure field recorded at the interface of a free shear flow when an acoustic
pulse is imposed at its opposite interface; see again Fig. 2.6] and Fig. 27l Considering
the perturbative model elaborated in the previous section, the mean-square Fourier
transform of the pressure/momentum fields p@ is computed as:

E {13(2) (w1, K1, 21) @ PP (wa, Ko, z2)} =p (w1, k1,21) ® PO (w2, k2, 22)

+ 2O (i k1, 21) © E{PO) (wa. k2, 22) | + B {3 (w1, k1, 20) | © B (wn, 2, 22)

+ €2E {ﬁ(m)(wl, K1, 2’1) & ﬁ(OI)(WQ, K9, 22)} y (2.90)

where Z stands for the complex conjugate of Z. Indeed, p(© is deterministic and E {13(01)} =
0 because by Prop. pOD ig linear with respect to V, which is such that E {V}i=0
by Eq. . Also since V (t,x, z) is a mean-square stationary (in both time and space)
random vector, the random vector p(m)(t, x, z) is also mean-square stationary in both time
and space. Its PSD has the form of Eq. as a function of the PSD of V (¢, x, ), and
both the PSD of V (¢, x, z) and p(®) (¢, z, z) are given in terms of their mean-square Fourier
transforms by an expression of the form ; see Sect. In this section we specialize
these expressions with the model for the autocorrelation of V (¢, x, z).

From now on we assume that the sources S(¢, ) are time-harmonic forcing terms emit-
ting at the frequency wg, which means that:

~

S(w, k) = So(k)d(w — wo) (2.91)

and therefore p9 (w, K, z) = 13(0)(14,, 2)d(w — wo), where P is deduced straightforwardly
from Lemma 2.2.7

(0 L iwoc(w)z . e ~— Q
P (m,z):§e 0¢(®)2 o0 G (k) ® g (k) So(k) . (2.92)

Consequently, the first, second, and third terms on the right-hand side of Eq. are
concentrated around the emission peak of the sources at wq in the frequency domain. The
spectral broadening effect described in [41-43] should therefore be explained by the last term
on the right-hand side of Eq. . Thus this effect stems from the PSD of p(®") with the
perturbative model . The subsequent analyses are focused on the computation of this

~

additional contribution, which is denoted by \II(OI)(wl, K1, 21, w3, K2, 22) such that:

~

T (wy, k1, 21, w0, K2, 22) = E {ﬁ(m)(wl, k1, 21) @ PO (wa, Ko, Zz)} : (2.93)

Also, we carefully isolate the ”slow” part of the forcing terms .§'0(&), which is denoted
by Sogsi(k), from its "fast” (highly oscillating) part, which is essentially a phase term
exp(—iwpk - ®s) where xs is the horizontal central position of the sources and wy is the

emitting (high) frequency of Eq. (2.91)); that is:

So(k) = e w0 ®s G (k). (2.94)
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Such an ansatz will prove useful for the application of a stationary-phase argument in the
following derivations.

From the result (2.84]) of Prop. one first has:

Qé e—iw1C(r1)z1+Hwa((k2)22

TOD (wy, K1, 21, w2, K2, 22) = 16(2m)° "

. o N AW}
[///w'fdwidn'ldzi ///w?dwédn’zdzé elwlo(wl,nl,wl,nl)zl iwao (wa,k2,wh,Kkh)z)h

elwn, k1, 1) TE { V(W K, 20) © V(wh, i), 25) | Sl i, o, 1)

! .0
o wiky — Wik & woky — whK!
S |w —w), ——FL) 5 (wy —wh, ——22 K K 2.95

( LT T~ P — W) 90 (k1) ® g (K2), (2.95)

where the slowness function o is given by Eq. - Because the auto-correlation matrix
function of V is given by Eq. ( - the covariance matrix of V reads:

P —_— 1, _ (z )
_ _ [—L1,—Lo]\~1
E {V(wl,m,m) ® V(WQ,HQ,Zz)} = 0(21 — 22) T~ Lo
. / R(t) — t2)d(x1 — @2 — (t — to)vy) et —mr@)—iwalte=ra®2) g, ity da, dacy

which by the changes of variables 7 = t] —tg, t = %(tl +t2), p = 1 — X2, and © =
%(ml + x2) also reads:

E {V(wl, K1,21) ® ‘7(002, K2, 22)} =

L1, —r4(21)

I — Lo E(wi(l—k1-vt)), (2.96)

(27‘(’)35(UJ1 — CUQ)(S(OJlK,l — CUQKJQ)(S(Zl — 22)

where:

W) = / R(r) e dr . (2.97)
Inserting Eq. (2.96) into Eq. (2.95]) one arrives at:

T, (01
OO (W), k1, 21, wa, Ko, 20) =

o5

Toagys © R T, w1, w2 G (1) © 8 (2) - (2.98)
™

where 7 is given by:

I(w1, K1, w2, K2)

///]l[ Ly,— LO] elwla(wl,n1,w,n)z—iwza(wg,nz,w,n)z %(w KWy, K1, W Iiz)
) b ) ) b

o wWikR1 — WK = wWak9 — WK
xS W) — W, ——————— S— Wy — W, ————— w2dwdndz,
W] — W Wy — W

with the change of variable w| — w, K| — k and ¢ reads:

H(w, K; w1, K1, W, Ka) = 6w, K1,w, k) T3 (W(1 — K- vy)) E(wa, K2, w, K) . (2.99)
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But S is given by Eq. (2.91), so that letting L1 — L yields:
I(wl, K1,wW2, I‘-',Q) = 5(0)1 — UJQ)(wl - WO)Q

« /e1w1a(w1,m1,w1wo,n)L0+1w10(w1,n2,w1wo,n)Lo %(wl — W, K W1, K1, Wi, K'/Q)

xSy (Zlnl + (1 - ?) n) S5 <le§2 + (1 - f) n> dr , (2.100)
0 0 0 0

where §5 (k) =9 (k) - ;/S\'()(K,). Lastly, we apply the inverse Fourier transform with
respect to k1 and kg to the foregoing result in order to get an expression of the correlation
of the transmitted fields at two points (21, z1) and (22, z3). The covariance matrix of p(°!)
(remind the partial Fourier transform of Eq. ):

\11(01)(0117 T1, 21, w2, Ta, 23) = E {p(01)<w1, x1,21) @ PO (wy, xo, 22)} (2.101)
thus reads:
4,2 2
o _ Opwiwy
‘Il( )(whxlaZl?wQ’wQ’ZQ) o 16(271-)7

/ / (1 @1 —Cln)=1) i (k@2 C82)%2) (o1 oy, o, a) G (1) © G (o) o

Accounting for (2.100) together with the ansatz (2.94]) and eventually considering the co-

variance on the vertical line &1 = x2 = 0 yields:
05 (w1 — wo)*wi
16(2m)7

X /// drkdrydrs e@0%0(F:K1,K2) H (w1 — wo, Ky w1, K1, W1, K2)

~_ w w ~ w w ~— ~—
X Syq <w;nl + (1 - 1) n) Soal <w(1)n2 + (1 - w1> n) 9o (K1) ®gq (k2), (2.102)

wo 0

‘11(01) (w1> 0,2, w2, 0, 22) = 5((*)1 - WZ)

where ¢q is the overall phase of the transmitted signals:

ok, K1, K2) = — (21 + Lo)C(K1) + 2 (22 + Lo)C(Ka) — 2@y - k1 + a0, - Ko
wo wo wo wo
+ Lo¢ (“”m + (1 - “’1) ,s-,) — Lo¢ (‘”1:@2 + (1 - “1) ,@> . (2.103)
wo wo wo wo
and: R R
Sos1(K) =gg (k) - So (k) (2.104)

is the generalized coordinate of the ”slow” components of the forcing terms.

In view of Eq. , the PSD of the ballistic pressure/momentum fields p¥ is also
needed. But these quantities are, again, deterministic and time-harmonic at the frequency
wp, so that one simply computes:

w(9(0,2,0,2) = P(0,21) @ P(0,2)
_ O%wy
4(2m)4

/ dlﬁ?ldﬁg e—iwo[C(lﬁ)zl—C(nz)z2+n1~ms—n2~ms] (2105)

~ ~

x 8y (K1) q(K2) Gg (K1) ® gg (K2)
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reminding the definition (2.92]). We finally invoke a stationary-phase argument to conclude
on the derivation of the PSD of the transmitted pressure field, with the foregoing expression
of the phase. This last step is detailed in the next section.

2.4.3 Stationary-phase method

In this section we start by considering the case M = |v|/cp < 1 (Mach number of
the ambient flow) and eventually choose v ~ 0 (5 ~ 1) to simplify the derivation below.
The case 0 < M <« 1 will be addressed in subsequent developments. The first goal is to
determine the stationary slowness vectors kg, K1sp, and Ko, such that:

vnQZ)O(K'Spa K1,sp, K/Q,Sp) = an ¢0(’€spa K1,sp, K’Z,Sp) = VKZZ(;SU(RS}D) K1,sp, "‘"2,Sp) =0.

Lemma 2.4.1. In the instance that w1 and wy are equal to wy at the first order, namely

1— 4 —o(1) and 1 — £2 = o(1), one has:

K1sp ~C(K1 )ﬁZL

Ls Ls

K2 sp 2C('¢2,sp)72 = m .
S

Proof. ((k) is given by Eq. with (k) = 1, therefore V((k) = —k/{(k). Thus:

(2.106)

- . g—ém—i-(l—ﬂ)m

w K
Vo, d0(K, 1, K2) =+ — | (21 + Lo)——— — a5 | — Lo = :
wo | ¢(k1) | ¢ (%})m + (1 - 5—;) n)
r 7 o + < — ﬂ) K
w K
Vn2¢0(1€, K1, Iﬁ:z) = — w—; -(2’2 + LO)C(:Q) :135- + Lo wo wo

simr (1-5)m)

(2.107)
g1 + ( — ﬂ) K
w w w
V,ggﬁo(h‘,, K1, K,z) = — (1 — w1> L() :)]1 :1
o) (G (1) )
Ly + (1 — %) K
=
/(e (-5))
Then for 21 = O(1) one obtains the claimed result. O

We subsequently apply the stationary-phase theorem to Eq. (2.102)) to obtain the final
expression of the PSD of the scattered transmitted pressure field given in Prop. below.

Proposition 2.4.2. Let d = (|z,|> + 22)% be the distance from the time-harmonic sound
source at (wg,07) (with 8¢ = (Ho, Fow, Foz)) to the observation point (0,z) at
the depth z on the outer side of the flow. Then the ballistic transmitted pressure field
PO = Koq© has the form

7O, 0, )F0,0,7) = 6 — wo)d(e! — wo)Wo(@esw0) (2108
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with:

2545
4(2m)2c3d

d = L o L5 - Ls
H, cFop | =) — 2Fp. | —=
00Co 0 (C(]d) + Ts 0x (Cod> =z <C0d>

and for 1 — *- = o(1) the mean-square Fourier transform of the scattered transmitted pres-
sure field p’(oﬂ = KoqOY reads:

\I’U(Q’:S,Z,WO) = N (2109)

E {7 (@,0, 270N, 0,2) } = 5w — ') Wor (s, 7,0, 0) (2.110)

where:

2, 42 2 4
QoW w w
\1101(azs,z,w0,w) = 4((;7_((;3 <1 - wo) <w0> \1’1($3,Z,(JJ,WO)\IJ0 (ms,z,wo) 5 (2111)

and Uy (xs, z,w,wp) is a filtered frequency spectrum responsible for the spectral broadening
of the source centered about wqy given by:

x T
G = H | w— W, — w, ) d 2.112
1(5[35,2,00,600) |R‘§% <w Wo, KW, Codea C()d> K, ( )
where £ is defined by .

Proof. Expanding the phase (2.103) in a Taylor series about the small increment wy — w;
yields:

do(K, K1, K) ~ —%(Lo + 21)¢ (k1) + %(Lo + 22)(¢(K2) — % (k1 — K2) - Ts

+ LoC(k1) + <1 - M) Lok - V((K1) — LoC(k2) — <1 — M) Lok - V((K2) .
wo wo

We can thus identify the slow part of the phase ¢q from its fast part ¢; proportional to
w1 /wp as follows:

Pe(k1, k2) = — ((K1)21 + ((K2)22 — (K1 — K2) - T,
bs1(K, K1, K2) =+ (1 — ﬁ) (Lo + 21)¢(K1) + Lok - Vi((K1) + K1 - T5) (2.113)

- (1 — Z;) ((Lo 4 22)¢(k2) + Lok - Vi((K2) + Ko - g) .

Applying the stationary-phase theorem in dimension n = 4 (see for example [72, Eq.
(14.77)]) to the auto-spectrum ([2.102)) of the first-order perturbations of the transmitted
pressure/momentum fields yields:

Qé(wl — UJO)QUJ% ei(”*—z)% eiwo(ﬁf(nl,sp»nlsp)
16w8(27r)5 \/’ det Hm,nijf(”l,sm ""2,Sp)’

X /elw()%l(n’nl’sl)’nzw) Ji/(wl — Wo, K, W1, K]sp, W1, K/Z,sp)d"‘:f

‘Il(OI)(wh 07 21, W2, O’ 22) = 6(&)1 — w2)

~

X Sl (K1sp) 0,51 (K2,5p) Go (K1sp) ® Go (K2,sp) ,



2.4. ACOUSTIC WAVES IN A STRATIFIED FLOW WITH RANDOM VELOCITY 75

where n* is the number of positive eigenvalues of the Hessian Hy, x,¢t(K1,sp, K2,5p). The
latter is block-diagonal owing to Eq. (2.107)) and reads:

z ®
i (L + 525) 0

z KoQK
0 Tl (12 + 4(2@)3>

Hnl,ng gbf(h"la K'Q) =

such that:
det Hy, oy d(K1, £2) = (le?)2 <1+ k1| > <1+ Ko )
A ((r1)¢(2) C(r1)? (o))
From this we can deduce that the eigenvalues of Hy, x,¢¢(K1, K2) are:
Z1 21 ’K'I‘Q >
)\ ==, )\ e 1 _|_ ,
k)T T (k) ( ((K1)?

. 2 If@l?)
M= k) M T le) (“cmz)? ’

and therefore n* = 2. Besides:

272 72
cgdid
\/‘ det Hn1752¢f(51,sp7 ’4’2,Sp)| =212

21292

introducing dy = (|x4|? + z%)% and dy = (|zs]? + z%)%, and:

do —d
¢f<K1,Sp7I4’2,Sp) = 2 ! .
Co
Indeed, owing to Lemma [2.106| one also has:
Z1 Z9
= — = —. 2.114
C(K'l,sp) COdl ) C(K'Q,sp) Cod2 ( )

We can finally compute the mean-square Fourier transform of the first-order transmit-
ted pressure field p'Y) = Kyq(®) as the upper-left term of \Il(m)(wl,O,zl,wg,O,zQ), and
that of the ballistic transmitted pressure field p'® = Kyq(© as the upper-left term of
w)(0, 21,0, ). Using Eq. with (k) = 1 and Eq. with the definition ([2.94)),

we have:

2
~ i@ |zs|

Sﬂisl(“LSp) =e N gy (Kisp) - So(kisp)
with a similar expression for go_ o (k2,sp); see Eq. (2.104). We end up with:

2 2
20%o

4(271')2 d1d2
x| L A Ls 22
v Codl’ Cod1 14 Codg’ Codg ’

2 .2
j€0 (%2 71
o (&)

lm(ﬁ_i)
e ¢ ‘d2  dy

7w, 0,2)p 0 (', 0, 23) = 6w — wo)d(w — wp)

and:

- Q4w4
E {15/(01)(0017 0, z1)7/OD (ws, 0, 22)} = (w1 —w2) 16(27)° d(id;]

< (1 w1 2 w1 4 \IJ(:L' ) T 21 T 22
_ —_— 21,292, W1, W E—
wo wo 53”1, 22,W1,W0 )P Cod1700d1 ¥ COdQ’COdQ ;

€
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where:
V(xs, 21, 22, W, wp) =

/ ) lw0®s1 (KK 1,ep,K2,5p) H (W — wo, KW, K1 gp, W, Kosp) A, (2.115)
|e|< -
—c0

and, for ./S\'O = (ﬁo,ﬁom,ﬁ()z)i

o(kK, () ?OHO("L) + k- Foz(k) — CFoz(K)
We thus define:
o ) 03wl z, z \|°
T, 2,00) = ————o— —_—
0\%Fs: %:90) = 4 om2a? |\ cod’ cod
for d = (|zs|2 + 22)2, and:
\Ijl(msaszlawo) = \P($572727w17w0) = ‘ | L <%/((")1 _WOa’i;wlaRl,spywvi'l,sp) dF'"a
K|<=—=
<%
(2.116)
then we obtain the claimed formulas (2.109)) and (2.111]). O]
It remains to compute the integral (2.115)):
\Ij(w& 21,22,W, CL)O) = / eiw0¢sl(f"v,f'€1,sp,ﬁ2,sp) ‘%/<w —Wo, K, W, K1 sp, W, K’Q,Sp) dk )
k<
pertaining to the propagating waves such that (k) is real, reminding that K¢, = %éj,

j = 1,2. This computation is done numerically, observing first that the slow phase is such
that:

wi\ [Lo (21 22 dy — da Lo Lo
S y sp» sp) — 1—— — \ 7 — T -\ - — cLg| o
Pat(s5, 10p, #2,0p) ( w0>[00 <d1 d2)+ €0 <Zl Zz>mw]
(2.117)

We thus have ¢gq (K, K1sp, K2,5p) = 0 for the auto-spectrum for which z; = 29 and d; = da.
Also assuming that R(7) is diagonal, namely R(7) = R(7)I3, one has:

,}i/(w —Wo, K, W, K1 sp, W, KfQ,sp) =

E((w—wo)(I —vg - K))E(w, K1gp,w — wo, K) - E(W, Ka,sp, W — Wo, K) -

Corollary 2.4.1. Assume that the time-autocorrelation function T+ R(T)I3 of V in
Eq. 2:72)) is diagonal, and let L(w) = [ R(7)e“ dr. Then the mean-square Fourier trans-
form of the scattered transmitted pressure field p'OY) is:

2 4
0 w
‘1101(303, Zyw(]’w) = ﬁ (W - W0)2 <wo> vy (iEs’ ZaWO)

x/%clo S((w — wo)(1 — v k) [ drs, (2.118)

where € is given in Prop. and d in Prop. [2.4.3.

These results are illustrated in the next section for a correlation function and parameters
adapted from the experiments in [41] and analytical models in [104].
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2.4.4 Numerical example

At first, we choose a Gaussian model for the autocorrelation function 7 +— R(7) of
Eq. (2.72):

2
R(7) = 0¥ exp (—7r4:_2> . (2.119)

Here 75 is the correlation time, or the turbulence integral timescale in the dedicated litera-
ture, 7.e. the typical time scale of a realization of the turbulent velocity fluctuations V' such
that f0+oo 1;%8 dr = 74; and oy quantifies their standard deviation. Then from Eq. (2.97):

1
Y(w) = 2750% exp <—7r752w2> . (2.120)

In view of Eq. and Eq. , the variance 0‘2/ scales as a squared velocity—typically
|v|? the squared mean jet velocity. In order to compare our results of Prop. 2.4.2] with the
experimental results in [41] and the analytical models in e.g. |[104,|112], we plot on Fig.
and Fig. the normalized ”power spectrum” Wo(xs, 2, wp, w) of the transmitted pressure
field defined by:

2

2 2
Uy (x5, 2,wp,w) = d(w — wp) + 4?25;[;3 (w — wp)? (:;) Uy (xs, 2, wo,w) (2.121)

in dB (¥$B = 10log;o ¥>) for the data provided in [102[104]: L = 0.1 m for the thickness of
the turbulent shear layer at a distance D = 0.5 m from the jet in the experiments of Candel
et al. [41], 7, = L/|vs|, € = 12% for the turbulence intensity, |vi| = 0.5|v| for the velocity of
the turbulent eddies, and ¢y = 340 m/s and gg = 1.2 kg/m? for the ambient flow character-
istics. More particularly, Fig. 2.8 shows W5(0, —L,wp,w) as a function of Aw = w — wy for
various tone frequencies fo = 52 in the range [6-20] kHz and the jet velocity U; = |v| = 60
m/s, and Fig. shows W9(0, —L,wp,w) as a function of Aw for various jet velocity Uy in
the range [20-60] m/s and fy = 20 kHz. The two lobes are well recovered, together with
their position on the frequency axis which has been observed to be independent of the tone
frequency fy. Indeed, from the expression of Wy (s, 2, wp,w) in Prop. the maxima of
the lobes are approximately found as the maxima of Aw? exp(—272Aw?(1 — My)?) which
yields:

C
|Awmax’ >~ ﬁfOMt7

where My = |vi|/co < 1is the (small) Mach number for the turbulent eddies. This estimate
is in good agreement with [16}41-43,55,/102,112,|118|]. Despite several simplifications, the
proposed model allows to recover the main trends of the power spectrum of the transmitted
pressure field already outlined in those previous works, namely:

— a linear growth in the position of the maximum of the lobes as a function of the
velocity of the turbulent eddies M;. Also the width of the lobes and thus the amount
of scattered energy increases as well when M; increases;

— energetic macro-eddies contribute to the largest part of the scattered pressure field.
Spectral broadening is related to a Doppler shift due to the motion of these large
structures which act as secondary sources for the scattered field.
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Figure 2.8 — Normalized power spectrum of the transmitted pressure field as a function of
the frequency gap f — fo for various tone frequencies fo in the range [6-20] kHz and jet
velocity Uy = |v| = 60 m/s: (a) experimental observations from [41]; (b) the results of
Prop. [2.4.3; (c) the model of [104)] for a Gaussian homogeneous azisymmetric turbulence
(HAT) correlation function of the fluctuations of the ambient flow velocity; (d) the model
of [104] for a Gaussian homogeneous isotropic turbulence (HIT) correlation function of the
fluctuations of the ambient flow velocity. Note that in [104] the notations w = 2w F and
wo = 27 f are rather used.

2.5 Conclusion

In this chapter we have first developed an analytical model of the pressure field transmit-
ted by a plane shear layer (stratified flow) with uniform velocity and random bulk modulus
(compressibility) when a point source acts above it. The analysis starts from the linearized
Euler’s equations for a uniform ambient flow, for which the associated Green’s function is
derived. Considering random perturbations of the bulk modulus of the ambient flow and a
diffusion scaling, the transmission coefficient of the plane shear layer is constructed explic-
itly as the solution of an It6 stochastic differential equation. This allows to construct an
integral representation of the transmitted pressure field, which exhibits the phenomenon
of stabilization of the front already outlined in [72] for quiescent layered media (see also
Sect. . This model is not able to predict the spectral broadening effect depicted in
Chapter [T, though, and an alternative model had to be considered in this respect.

Consequently, we have developed an analytical model of the power spectrum of the
acoustic waves transmitted by a plane turbulent shear layer of which ambient velocity is
randomly perturbed by weak spatial and temporal fluctuations, when a time-harmonic
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Figure 2.9 — Normalized power spectrum of the transmitted pressure field as a function of
the frequency gap f — fo for various jet velocities Uy = |v| in the range [20-60] m/s and
tone frequency fo = 20 kHz: (a) experimental observations from [{1]; (b) the results of
Prop. ' (¢) the model of for a Gaussian homogeneous axisymmetric turbulence
(HAT) correlation function of the fluctuations of the ambient flow velocity; (d) the model
of for a Gaussian homogeneous isotropic turbulence (HIT) correlation function of the
fluctuations of the ambient flow velocity. Note that in the notations w = 27 F and
wo = 27 f are rather used.

source acts above it. . The analysis again starts from the linearized Euler’s equations
written as a Lippmann-Schwinger equation, considering that the fluctuations of the ambient
flow velocity act as secondary sources for the transmitted acoustic waves. A Born-like
approximate solution of the Lippmann-Schwinger equation has been derived to work out
a first-order model of the pressure field transmitted by the shear layer. In this model, the
transmitted waves are constituted by their unperturbed component formed by the waves
emitted by the source which have not been scattered by the ambient velocity fluctuations,
and their perturbed component formed by the waves which have typically been scattered
once by those fluctuations. These scattered waves are of particular interest since they have
been characterized by their PSD in the experiments reported in [41-43], which primarily
motivated this work. Using various assumptions for the ambient flow (thin layer) and the
(high-frequency) source, and a stationary-phase argument, a model for the PSD of the
scattered waves transmitted by the shear layer has been derived. It exhibits the main
properties observed for the experimental PSD in [41H43,/91}[118], and for the numerically
simulated PSD and alternative analytical models in [16}/55,/64,[102,[104,[112][118].

The PSD of the pressure field transmitted by the shear layer shows a characteristic
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spectral broadening effect, whereby a reduction of the main peak at the source tone fre-
quency in favor of more distributed spectral humps on both sides of the former, is observed.
The main peak arises from the unperturbed transmitted pressure, and sidebands (lobes)
arise in connection with a Doppler shift effect due to the motion of the turbulent eddies
acting as secondary sources for the scattered transmitted pressure. A widening of these
lobes proportional to the convection velocity of the turbulent eddies has been observed, as
well as the independence of the location of their maxima with respect to the tone frequency.
Increasing the latter also leads to a widening of the sidebands and higher scattered levels.
The proposed analysis has used a delta-correlated model of the turbulent velocity spatial
fluctuations and a Gaussian model of its temporal fluctuations, though it could be improved
by considering correlation models pertaining to homogeneous isotropic turbulent (HIT) or
homogeneous axisymmetric turbulence (HAT) as done in [104]. However the model retained
here has been able to predict the main features outlined above.



Chapter 3

Coherent interferometry in a
random flow

In this chapter, we are interested in developing imaging algorithms based on coherent
interferometry (CINT) in order to localize acoustic sources or reflectors with acoustic waves
that have passed through a turbulent (random) flow. We thus consider the linearized Euler
equations (LEE) about a stationary ambient flow satisfying Eq. , with the aim
of localizing such defects within the actual random flow. Acoustical data will be generated
by numerical simulations of the LEFE and the ambient flow in idealized configurations. The
proposed CINT algorithms will be tested on these configurations and compared with Kirchhoff
migration (KM) algorithms.

3.1 Imaging functionals in random moving media

3.1.1 Model problem

We start by considering the model problem of computing the pressure field emitted by
a point source in an ambient flow with constant velocity because it has relevance to the
imaging algorithms considered in the subsequent developments. The LEE (1.5) where the
specific force f is ignored read:

(O +vo-V)d +V - (00vV)+ 'V -vg=m,
1 ! 3.1
(8t +vg - V)’Ul + ;Vp’ + (’Ul . V)’Uo — %Vpo = 0, ( )

0 0

with the barotropic assumption p’ = cgg’ . Here again cy(r) stands for the speed of sound
not influenced by the waves. The ambient flow is stationary and the ambient quantities,
namely the ambient pressure po(r), velocity vo(r), and density oo(r) satisfy Eq. (1.4):

V - (oovo) =0,
1
(vo - V)vo + EVPO =0, (3.2)
0

(vo - V)po — cj(vo - V)oo = 0.

If the ambient quantities are non vanishing constant, which is consistent at least with
Eq. (3.2)), we obtain by taking the convective derivative d; + vg - V of the first equation in

81
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(3.1) and the divergence V- of the second equation in (3.1)):

1

%(&M—’Uo V)?Pp—Ap=(0;+vo-V)m. (3.3)
Here we have dropped the primes ()’ for convenience. This is the convected wave equation
(1.9) first proposed by Blokhintzev [21] for steady irrotational ambient flows. If wvg is
constant all over the domain {2 where the imaging procedure is performed, one can then

consider a local frame moving at this velocity. The local coordinates R and pressure field
P(R,t) are defined by:

R=r—wvot, P(R,t)=p(R+vot,t).

With this change of variable one notices that 9,P = (9, + vo - V)p and obtains that in the
moving frame:
1
C—Qafp —~AP=0M, (3.4)
0
where similarly M(R,t) = m(R+ vot,t). This is actually the acoustic wave equation (|1.8])
with a vanishing ambient flow.

The acoustic Green’s function Go(R, R/, t) is defined as the solution of the wave equation
for a right-hand side M (R,t) = F(R,t) = 6(t)5(R — R') with zero initial conditions and

reads:
1 _ /
‘6(t—|RR‘) 1> 0.,

Go(R,R',t) = Go(R— R',t) = 47|R - R/ co (3.5)
0 ift <0.

The solution of the wave equation (3.4]) for a source M with time-dependent spatial compact
support Q(t) is then:

M(R ¥ IR- R\ ,_,
P(R 47rat/ /t/ R R,a(t t+co>dR. (3.6)

We now assume that the source is a fixed point source in the reference frame, such that
M(R,t) = A(t)6(R — R4(t)) where Rs(t) = 75 — vot and 7, is the fixed location of
the source in the reference frame, and A is its amplitude. Then owing to the identity
JY@)(XE))dt = >, Y(t )\8,5/X\t_,itj where the ¢;’s depend of ¢ and are the roots of
X(t') = 0, one obtains:

10 A(t;)
P(R, ) = th IR—Ro(,)| + M- (R—R.(1,)]

where M := 22 is the Mach number (a vector in the present case) of the ambient flow. The
sum is taken over the ¢;’s such that co(t —t;) = |R — Rs(t;)|, which can not have more
than one solution in the subsonic regime |[M| = M < 1 |107, Chapter 5]. Indeed, if one lets
¢(z) = |R— Rs(z)| — co(t — 2) then ¢/(2) = ¢ + (ITRRS# > 0 in the subsonic regime.
Thus ¢ increases monotically and the situation ¢(z) = 0 arises at most once, say t = t4 the
time of emission of a sound wave which arrives at the observation point R at time ¢ in the
moving frame. Solving for this equation with R = r — vgt, we arrive at:

d\/l— M sina)? — M cos «
te=1—

1— M? ’
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where Mdcosa = M - (r — rg); that is, d = |r — rg| is the distance between the source
point 75 and the observation point 7 in the reference frame, and « is the angle between v
and r — r5. The acoustic pressure in the reference frame finally reads:

r —rs| /1 — (Msina)Q—Mcosoz>

1
r,t) = At -
p(r.?) Art|r — rg|y/1 — (M sin)? ( Co 1—M?

(3.7)

3.1.2 Reverse-time and Kirchhoff migration

We now consider the classical reverse-time (RT) and Kirchhoff migration (KM) algo-
rithms to image sources or reflectors. We adapt them to the situation of interest for us,
namely the localization of such sources or reflectors in an ambient flow. In reverse-time
migration [120], one uses N fixed sensors located at r,, 1 < r < N, to localize a source
(the so-called passive case) or a reflector (the active case) at some unknown location 7, in
the actual (unknown) flow by back-propagating in a fictitious flow of known characteristics
the pressure fields recorded by the sensors. This setup is schematized on Fig. Let us
consider the case of the wave equation in a quiescent medium, that is a flow with vy = 0,
and a constant speed of sound ¢g. Introducing the Fourier and inverse Fourier transform in
the time domain:

. 1 .
) = [ e, prt) = o [ o) d, (38)
R R

s

the time-harmonic Green’s function @0 Lr, r’,w) solves the wave equation (3.4) in the Fourier
domain-the Helmholtz equation with F(r,w) = d(r — r'):

2
W ~ ~
%Go +AGy = —(5(1" — ’I“/) , (39)

together with the Sommerfeld radiation condition at infinity |r| — 4o0:

(f“ V- 1;“0> Go=0 <‘:’2> , (3.10)

N A i~ |r
where 7 := #‘; that is, Go(r,r',w) xx e oo 7!

at infinity. It satisfies the reciprocity property:
Go(r,r',w) = Go(r',7,w) (3.11)

everywhere, and since the ambient medium is homogeneous:

i |r—r/|
)

~ ~ e

Go(r,r' ,w) = Go(r — 1, w) (3.12)

CAxlr — |

The passive case consists in localizing a source in a quiescent medium of which the actual
speed of sound c¢y(7) is instead variable and imperfectly known. One starts by recording
at the NV sensors the pressure fields emitted by the source F(r,t) = f(t)6(r —rs). This
yields the dataset {p(r,,t); 1 <r < N} (or its Fourier transforms {p(r,,w); 1 <r < N})
constituted by the pressure fields recorded by the sensors located at r,., 1 <r < N. They
are subsequently time reversed, which amounts of taking the conjugates of their Fourier
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transforms, and back propagated in the fictitious domain of which Green’s function is
known, namely Go(r,r',w). The reverse-time imaging functional Zgr(r®) is ultimately
formed by stacking all the data:

N
1 ~ _
IRT(TS) =5 E /RGO(rr,rs,w)p(rr,w)dw. (3.13)
r=1

The KM algorithm [20] for passive imaging has been introduced in Sect. [1.5.1} Eq. (1.67).
It considers Go(r,r’,w) = exp(iZZ|r — r'[) and the following imaging functional, replacing
the Green’s function by its phase term in Eq. (3.13]) above:

(3.14)

such that the source location can be estimated by:

Tgo = arg max IKM(TS)

in some search region S'.
rSeS

The range resolution of KM is %, where B is the source frequency bandwidth. Its cross-
range resolution is r, = /\?TL (Rayleigh’s resolution formula), where a is the aperture of the
sensor array, Ag is the source central wavelength, and L is the distance from the source
(range); see Fig. ﬂ KM is known to work poorly when the medium is scattering, however
it remains very robust with respect to additive measurement noise. In the random paraxial
regime such that \g < a < L it can be shown that for N large (dense array):

f”) sinc <y> e fluw), (3.15)

E {fRT(rS, w)} = sinc <
Te Te

where n(w) is a damping coefficient depending on the two-point statistics of the random

medium, E { X} stands for the mathematical expectation (or average) of the random variable

X, and % = (z,y, L). However the reverse-time pressure field is statistically unstable [22]

in the sense that:

g F {Zrr(r¥, 1)}
Var{Zrr(rS,t)}2

where Var{X} = E {(X — E{X})?} stands for the variance.

Now in view of the result , it is proposed to modify the foregoing imaging functional
to include a Doppler compensation factor yp(r,r’, vg) which compensates the shift of the
arrival time induced by the flow when the ambient medium moves at an average velocity

Uoi# 0:
2\ —1
) 1

<1,

Vo

€o

2+ <”0‘(7’—7”)>2_ vy (r—7') . (3.16)

colr — 7’| co|lr — 7|
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Figure 3.1 — The typical imaging configuration considered in this chapter, after [24)]. Di-
mensions are given in terms of the central wavelength \o. (a) The locations of the sources
(passive case) or reflectors (active case) to be imaged is shown by dots e and the locations of
the transducers is shown by crosses X. In the case of active imaging the central transducer
is used as a source. (b) Typical realization of the random speed of sound cy(r).

The compensated KM imaging functional (3.14)) thus reads:

N S
Tim(r®) = p (TT,VD(TT,TS,UO)‘TT d ’> ; (3.17)
r=1 co
where one observes that vp(r,7’,0) = 1 and the imaging functional for a quiescent
medium is recovered.

In the active case, the network of sensors is used for detecting reflectors. One or several
sensors 7, 1 < s < N, emit signals which are recorded after a round trip to the reflectors.
In this context the dataset {p(r,,t;7rs); 1 <r < N, 1< s < N} (or its Fourier transforms
{p(ry,wirs); 1 <r < N, 1< s < N,})is constituted by the pressure fields recorded by the
sensors located at r,., 1 < r < N, when the sensors located at r,, 1 < s < N, act as active
sources. The KM algorithm for active imaging has also been introduced in Sect.
Eq. . The KM imaging functional in the active case is written:

By SR I
Tkm(r®) =D p (e —— + irs ) (3.18)

&
r=1s=1 0 0

and:
Tref = Arg Max Txm(rf)  in some search region S (3.19)
s

es
is the position of the reflector. As for the passive case, the foregoing imaging functional is
modified to include a Doppler compensation factor vp (7, 7', vg) when the ambient medium
moves at an average velocity vy # 0. In the active case the KM imaging functional (3.18)
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is written now:

S ? rf o

Ts—T
Tm(rf) = Z Zp (rr,yp(rs,rR,'vo)“CO +vp(rk, rr,vg)T, r5> . (3.20)

r=1 s=1
In this case the first 7vp compensates the time shift induced by the flow, for the travel
between the source to the reflector. The second «vp compensates this shift for the travel
between the reflector and the receiver.

3.1.3 Coherent interferometric imaging

Coherent interferometric imaging (CINT) [23-33}/69] of sources or reflectors uses finite-
aperture arrays alike, e.g. a square [—§, 4] x [=§,§] x {0} of N sensors, to localize in a
cluttered medium a source r; = (0,0, L) typically at the distance L (range) from the array;
see again Fig. for the standard configuration. It consists in back propagating empirical
correlations of the pressure fields, rather than the pressure fields themselves, in a fictitious
medium in order to alleviate the statistical instability of KM with clutter. Indeed, forming
the correlations enables to partially cancel the incoherent random phase shifts of the signals
and thus enhance statistical stability. As for the RT and KM algorithms, the procedure

goes in two steps described hereafter.

First step

The empirical cross-correlation of the recorded pressure fields at the sensors r, and 7,
reads:

Cr(rg, vy, t) = /p(rq,T)p(rr,T —t)dr.

Now CINT first step consists in forming the empirical cross-correlation of the recorded
pressure fields in the Fourier domain:

~

C(rq, e w,w) = p(rg,w)p(ry,w'), (3.21)

which is such that the Fourier transform in time domain of the empirical cross-correlation
Cr is:

Crlry ) = [ Crlry.rr. i

~

=C(rq, Tr,w,w) .

It is important to note that the data used in CINT imaging are the same as those used in
KM imaging. The same network of receivers is used, but it is the way in which these data
are post-processed which differentiates the two methods. As we have already seen, with
KM the raw signals are back-propagated whereas with CINT the empirical cross-correlation
that we have just introduced, , is back-propagated. Moreover this is done locally in
space and frequency, as it is explained just below (see also the introduction in Sect. .
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Second step

The second step consists in numerically back-propagating the empirical cross-correlations
(rg,Tr,w,w’) in a fictitious (e.g. homogeneous) medium, of which Green’s function is again
Go(r,r’,w) = exp(iZ|r — 7). The cross-correlations are computed locally in frequency
and space and not over the whole frequency range and for all pairs of sensors. The CINT
imaging functional of a source (passive case) in a quiescent medium reads:

RN

Temr (r; Qq, Xd) =

. —
Z // Clrg, rryw,w)e e e ra—r G Irr—r® dwdd', (3.22)
CIJ w

gr=1 "I
[rg —rr| < Xg

such that the source location can be estimated by:

Tso = arg max ICINT(TS; 04, Xg) in some search region S'.
roes

Ideally the frequency window ()4 is chosen as the so-called decoherency frequency €2, i.e.
the frequency gap beyond which the frequency components of the recorded pressure fields are
no longer correlated. Likewise, the spatial window Xy is ideally chosen as the decoherency
length X, i.e. the sensor gap beyond Which the recorded pressure fields are no longer
correlated. The range resolution of CINT is &> (the usual range resolution formula with the
effective bandwidth 2; < B where B is the Source bandwidth), and its cross-range resolution
is )}g—L (the Rayleigh’s resolution formula with the effective array diameter Xy < a). The
decoherency parameters 2. and X. depend on the statistical properties of the fluctuations
in the random medium. They are not known since the random medium is also unknown, so
the CINT parameters Q25 and X4 have to be determined from the data. Alternatively, they

may be determined by the adaptive algorithm developed in |26], as presented in Sect.

Reflector imaging

CINT imaging can be used to localize reflectors alike: a square array [—5, §] x [-§, §] X
{0} of N transducers is put up at a distance L from a reflector located at r.f = (0,0, L).
Among the N transducers, Ny are used as sources located at {rg; 1 < s < Ny}, and N, are
used as receivers (sensors) located at {r,; 1 <r < N,}. The dataset of recorded pressure
fields is denoted by {p(r,,t;7s); 1 <7 < N,, 1 < s < Ng}. The CINT imaging functional
of a reflector (active case) in a quiescent medium reads:

N,
R
Zoinr(r™; Qq, Xa) = E E // prr, wirs)p(re,w'sry)
’ |w—w!|<Qyq
rr’ =1 s,8' =1

Irr — | < Xg o rs *T‘s'| < Xq

i (1 —pR| 4| pR_ i (19, —pR|pB_p ,
< e 130(‘TT e Ts\)+160 (Irpr=rB|+|rE—r 1) dwdw (3.23)
such that the reflector location can be estimated by:

Trof = arg max ICINT(T‘S; Qg4,X4) in some search region S'.
roes
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Full migration

The unfiltered full migration imaging functional is (in the passive case):

Tgr(r ZZ/ C(rg, Ty w, w)e717|” P g v dwdw’ (324

q=1r=1
= [Zxm(r®)?,

if all pairs of sensors and frequencies are summed up in Eq. (3.22). Thus one gets the same
image as with KM (3.14)): the full migration of all cross-correlations does not work if the
medium is scattering.

Coherent interferometric imaging in a random flow

In view of the result (3.7) of Sect. it is proposed to modify the foregoing CINT
imaging functional (3.22)) for localizing a source to include the Doppler compensation factor
(3.16). The compensated CINT imaging functional in the passive case thus reads:

ICINT(TS' Qg, Xq) =

_iw s _nSw s .8
Z // Tqyrr,w We iz 10 (rar™vo)lrg—r|Hegyp (rrr®wo)lre=r=l g 1
(AJ w

gr=1 1=
rq —rr| < Xg

(3.25)
Along the same lines, we modify the CINT imaging functional (3.23) in the active case as:

Nr.

ICINT(’I‘S;Qd,Xd) = Z // Traw rs)p(rr’aw Ts)
lw—w!|<Qyq

rr’ =1 5571
|T7‘7T’I‘/|§Xd |T 7Ts"§Xd

S

*i%(’m (rr,7500) [P =7 |[+yp (15 75,00 [P ¥ =7 )

X e
/
i r 1,75 vo)|r —rS|+ S vo)|rt—r
% e (vp(r. 0)lry [+ (72,74 ,00)] o) dwdw . (3.26)

3.2 Discontinuous Galerkin method for Euler equations

In order to test the KM and CINT imaging functionals in quiescent or moving cluttered
media, the dataset {p(r,,t);,1 <r < N} of recorded pressure fields is simulated numerically
using the computer code SPACE [60,/109] for computational fluid dynamics (CFD) and
computational aero-acoustics (CAA). It solves the Euler equations and linearized
Euler equations (LEE) or by the discontinuous Galerkin (DG) finite element
method and an explicit Runge-Kutta time integration scheme.

3.2.1 Euler equations DG solver (CFD)

In their conservative form, the Euler equations ([1.2)) for an ideal fluid read:

ow+V - -Flw)=g, (3.27)
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with g = (m,0,0), w = (o, 0v, 0F) the vector of conservative variables, where F is the
energy density per unit mass:

1
E=c+ =|v|]? ,
510l
and e is the internal energy per unit mass, and F the flux operator given by:

ov
Flw)=|ov®v+pl;s
(p+ oE)v

Note that for a fluid following the law of perfect gas such that pp~™ = constant along
particle paths, where v = z—’: is the perfect gas constant (Laplace’s coefficient), and ¢, and
cp are the heat capacities at constant volume and constant pressure, respectively, one has
e(T) = ¢, T as a function of temperature 7', and ge = %. Considering a bounded domain
Q) with boundary I', the variational formulation of the Euler equations reads:

/(athrV-.'F(w))zbdQ:/gwdQ, Vi e V(Q),
Q Q

where V(Q) is a set of admissible fields in €. Subdividing the domain 2 into Ng non-
overlapping elements or cells as Qp, = Uf\i @ Q;, and its boundary I" into Nt surface elements
as I'y, = UjV:F 1 I'j, one obtains after integration by parts:

Na
Z( 8tw¢dQ—/ F(w) - Vi dQ+ ﬁ(w,wﬂ-nmdr)
Q;

=1 Q; 891-\1“
Nr
Flw) -1, dl = aQ, Y e Vi(Q), (3.28
+;7€j (w) -nj1 /ngp b e Vi(Q), (3.28)

where 0f2; is the boundary of the geometric cell §2;, and n; is its outward unit normal; like-
wise, n; is the outward unit normal to I';. Here V() is typically a broken set of piecewise
polynomial functions on the partition €. If it is constructed such that its elements are
continuous at the boundary of two adjacent elements I';; = €2; N €);, then the third term
in the left hand-side above (the summation on the interior boundaries 9€);|T") vanishes.
If however it is constructed such that no continuity relation is enforced between adjacent
elements, then the physical normal flux F(w) - n; on 9¢|I" has to be carefully evaluated.
It is actually replaced by the flux F(w,w™) - n; which is a numerical flux accounting for
the fact that in view of this subdivision, w may have different values on both sides of the
edge 09;. Local Lax-Friedrichs numerical fluxes (see for example [83]) are used in SPACE,
namely:

.7-'(w,w+) ‘n = %(]:(w) + F(wh)) - n — Epax(w' —w),

where w (respectively w™) stands for the interior (respectively exterior) trace of w in Q;,
¢ €10,1], and:
Amax = max (|'v ‘n|,|lv-n+c,|v-n—cl|, |v+ . n+|, |'u+ nt+ c+|, |v+ nt— c+|) .

Here ¢ = y/7p/o is the adiabatic speed of sound.



90 CHAPTER 3. COHERENT INTERFEROMETRY IN A RANDOM FLOW

3.2.2 Linearized Euler equations DG solver (CAA)

The LEE are established assuming a subsonic flow. An entropy equation is used rather
than an energy equation. Also assuming that at initial time the entropy is spatially uniform,
it remains spatially uniform at any time; see Eq. . Hence the flow is homentropic. Such
an hypothesis is not essential for the method, but it is commonly done and provides with a

problem of smaller size. Introducing the variable w’ = (v, Cg—é’/), Eq. (3.1) can be written:

l:(at + vg - V)I3 oV ] w' Duyg é(V(QOCO) - C%Vpo) w' g/
C()VT O +wvg-V %(VQ())T —é’vo -Veo ’

where g’ is an acoustic source term, and (Dwvg);; = 9;vp;. Since the flow is homentropic
and the fluid is assumed to follow the law of perfect gas, one has:
1

1 1 —1
— <V(QOCO) - VPo) =Ve, ——v9-Veg=-—-V vg.
00 Co Co 2

Hence the foregoing system also reads:
Ow' + A; 0;w' + Bw' =g,

where for vg := (ug, vo, wp):

uo 0 0 Co Vo 0 0 0 wo 0 0 0
10 uwp 0 0 |0 w 0 ¢ 10 w 0 O
Al_OOUOO’A2_OOv00’A3_0Owoco’
Co 0 0 uQ 0 Co 0 Vo 0 0 co Wy
and:
B D’vo VCO :|
(Vo) 5=V v

These matrices depend on the ambient flow:

w9 ws Wy Ws, w%+w§+wi
00 = w1, U= —— Vo = — wo = — co=+vVv(y—1) w2
1

wy wy wy 2w?

where w = (wy, w2, w3, wq,ws) is the solution of Euler equations (3.28). We note that
the matrix B vanishes for constant ambient quantities. For a local element €);, the weak
formulation of the LEE reads:

/(atw'+Aiaiw'+Bw')¢dQ+ M(n)(w;—w')wdgz/ gedQ, Ve V(Q),
Q; Q;

(3.29)
where w’, stands for the exterior trace of w’, w’ stands for the interior one, and m is the
outward unit normal. M is a boundary flux operator, where the chosen flux generalizes
the method of characteristics in one-dimensional media as follows. Since the matrix A;n;
(with summation over the repeated index) is symmetric, it is diagonalizable and can be
split into a positive part (corresponding to the set of positive eigenvalues) and a negative
part (corresponding to the set of negative eigenvalues):

Ain; = [Am,ﬁ + [Aing] ™.

In our approach M = [A;.n;]7, that is, a fully upwind scheme. Furthermore, as matrices
Aj, j =1,2,3, B, and M only depend on constant values of the ambient flow, a global
sparse matrix is built for each computational subdomains.

Fler



3.2. DISCONTINUOUS GALERKIN METHOD FOR EULER EQUATIONS 91

3.2.3 Spatial discretization and functional basis

Both variational formulations and are solved with a nodal DG method [83].
The field ¥ (&) (¢ can be w in CFD or w’ in CAA) with coordinates £ in the d-simplex in
physical dimension d, is discretized in each cell with a set of n values 1, = ¥ (§;). For the
linear element [—1,1] (d = 1), the approximation of (&) reads:

where {/;(£); £ € [-1,1], 0 < i < n}is aset of Lagrangian polynomials of degrees n+1 based
on the Gauss-Lobatto points {& € [—1,1]; 0 < i < n}. Indeed, the choice of Gauss-Lobatto
points is required to keep a good condition number of operators with high orders .
Polynomials based on equidistant grid points present high amplitude oscillations near the
boundaries while the polynomials based on Gauss-Lobatto points do not. The amplitude
of oscillations increases with the order of polynomials and is responsible of the so-called
Runge phenomenon providing severely ill-conditioned operators. The sets of Lagrangian
polynomials based on equidistant and Gauss-Lobatto points are plotted in Fig. for
order n = 30. High order optimized bases are also available for triangles, tetrahedrons,
pyramids and wedges. To evaluate nodal polynomials, the Lebesgue’s function:

()= ti(x)] (3.30)
=0

is commonly used because it reveals the Runge phenomenon of the polynomial basis. In
Fig. the Lebesgue’s function for Pjg tetrahedrons (top) and pyramids (bottom) based
on equidistant and optimized points are plotted. The reduction of the Runge phenomenon

CHIRAT

i

-2 \H‘H\‘J‘\“““
AN

with optimized set of nodes is clearly visible.

Figure 3.2 — Sets of Lagrangian basis based on equidistant (left) and Gauss-Lobatto (right)
points for order 30. From .

Gauss quadratures are used for numerical integration over triangles, tetrahedrons, and
pyramids. For edges, quadrangles (and hexahedras) the one-dimensional basis is tensorized
and Gauss-Legendre-Lobatto quadratures of order n + 1 are used with the nodal basis
of order n + 1 based on Gauss-Lobatto nodes. For that particular case, Gauss points
and interpolation points are collocated so that ¢;(§;) = d;;, and the integration formula
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Figure 3.3 — Equidistant\“’énd optimized Pyy tetrahedron (top) and pyramid (bottom)
Lebesgue’s function. From .
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simplifies:
+1

n n n
(&) dE = i > wili(§y) =Y wih;, (3.31)
- i=0  j=0 i=0
where {w;; 0 <i < n} are the quadrature weights. Moreover, the mass matrix is lumped
and becomes diagonal. However, the Gauss-Legendre-Lobatto quadrature of order n + 1
provides exact numerical integration for polynomials of which degree is lower or equal to
2n — 1, and the degree of the formulation is 2n + 1. Several studies [57,/62] have shown that
the use of Gauss-Lobatto quadratures does not introduce a numerical error higher than the
approximation error for linear problems. For CFD, the collocation of degrees and Gauss
points strongly reduces the time of computation. For CAA, as global matrices are stored,
it does not change anything.

3.2.4 Boundary conditions

For the boundary conditions we use non-reflective, Padé conditions [89]. These con-
ditions allow us to limit the numerical echo. However they also limit the percentage of
randomness that we can take for the perturbation of the flow, as well as the fineness of the
mesh that we take.

3.2.5 Time discretization

Once the variational formulation (3.29) has been discretized in space using piecewise
polynomial functions, it is discretized in time using a second-order Runge-Kutta explicit
scheme [604/109)].

3.3 Imaging in a motionless random medium

In this section the imaging algorithms outlined in Sect. are first applied to a mo-
tionless random medium. The same configuration as in [24] is considered for validation
purposes; see Fig. We seek to determine the position of three sources or reflectors
buried in an inhomogeneous medium in two dimensions. The inhomogeneous medium will
be modeled as a random medium. Regarding the terminology used in the remaining of this
chapter, a random medium refers to a medium with a random speed of sound ¢y that can be
subjected to deterministic (constant) or random ambient velocity vg. All CFD and CAA
simulations were performed using the parallel scalar cluster of ONERA [106]. This cluster
has a total of 17,360 cores for a peak performance of 667 Tflop/s. The post-processing of
all results was done using Matlab R2015a. All imaging functionals have been normalized
and their range is between 0 and 1. In addition, to compare the results obtained by the
KM and CINT imaging algorithms, the CINT imaging functional |Zcint| and the squared
KM imaging functional |Zin|? are formed because |Zoint| o< |Zxm|?.

3.3.1 Model setup

We thus consider a quiescent ambient medium with vy = 0, g9 = constant, and a
random speed of sound written here as co(r) = ¢(1 + ou(r)), where ¢ = constant, o is
the relative standard deviation, and (u(r), » € R?) is a homogeneous (stationary), mean-
zero second-order random process. An exponential autocorrelation function is chosen (also
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called Matern 1/2 model) corresponding to non-smooth samples of the random process.
This perturbation is simulated by a random Fourier series of the stationary process p(r)
[A11L[17):

- \1'77‘/\

Ru(r, 7' ) :=E{ur)p(r)} = &, (3.32)

where £, is the correlation length. The setup for numerical validation is shown in Fig. 3.1
where the dimensions of the problem are given in terms of the central wavelength Ag. The
horizontal axis is the range and the vertical axis along which the array is aligned is the
cross-range. This array contains N = 185 transducers at a distance \g/2 from each other,
with an aperture a = 92)\g. The object to be imaged is at a range L = 90)\g and zero
cross-range, and it is either constituted by three sources 6)¢ apart from each other and
emitting the same signals ¢ — f(¢) (passive configuration), or three non penetrable disks
of radius A9 with homogeneous Dirichlet boundary conditions and centered at the same
points (active configuration). In this latter case, the central transducer of the array emits
the probing pulse t — f(t) and all other transducers and this one are used as receivers.
The pulse is:

Ft) = —w(t — tg) e~ 2@B(E—t0)? (3.33)

where wy = 27 fp is the central (circular) frequency such that A\g = ¢/ fo. We choose fp =1
kHz and ¢ty = 1/ fp as in |24]; see Fig. [3.4] For this central frequency, the bandwidth of the
signal is [0.6-1.3] kHz. All pressure data in the bandwidth [0-1.5] kHz are post-processed
to build the KM and CINT imaging functionals.
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Figure 3.4 — Shape of the signal t — f(t) used for CINT imaging in a motionless ambient
medium.

The cluttered medium in Fig. and subsequent simulations correspond to an average
speed of sound ¢ = 3000 m/s, standard deviation o = 3%, and wavelength \yg = 0.3 m
at the central frequency fo = 1 kHz. The correlation length is £, = X\p/2 = 0.15 m.
This is a delicate situation to deal with, since Ay ~ . as a priori required if one wants to
probe objects of this size. To generate the dataset to be post-processed with the imaging
functionals described above in Sect. and Sect. we use the DG finite element
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method described in Sect. and thus solve the LEE for a random speed of sound. The
propagation medium is considered to be infinite in all directions. Numerically, we use non-
reflective (Padé) boundary conditions all around the discretized medium in order to avoid
wave reflection.

3.3.2 Mesh

The same mesh will be used for all our simulations in this section and the subsequent
Sect. It consists in triangular elements with 3 nodes, and includes about 1.1 million
nodes and 2.3 million elements. Fig. shows a zoom on the mesh around one of the three
reflectors to be imaged in the active case. The DG SPACE computation code makes it very
easy to increase the order of the mesh elements. We voluntarily take polynomials of degree
1 in agreement with the calculations done in [24]. For a central frequency fy = 1000Hz
and an average speed of sound ¢ = 3000 m/s, this corresponds to about 5 to 10 nodes per
wavelength. Some differences will be observed in the resolution of the results obtained here
compared to those obtained in [24].

Figure 3.5 — Mesh used for the validation of the KM and CINT imaging functionals in
a motionless and moving random medium. Zoom around one of the three reflectors to be
imaged in the active case.

Indeed, the resolution we use (5-10 nodes per wavelength) is relatively far from the
resolution used in [24], which is 30 nodes per wavelength. This choice to lower the accuracy
of our mesh had to be done because, in addition to studying the case where the ambient
medium is at rest, we also study the case where it is moving with a uniform velocity vg. The
latter case greatly deteriorates the Courant-Friedrichs-Lewy (CFL) number CFL = cAt/Ax
of the time-space discretization scheme, where At is the typical time increment and Ax is
the typical element edge length. More precisely, we can not have both a fine mesh and
a large time step because of the risk that the obtained solution may diverge. So without
forgetting that we will post-process all computations with Matlab and are limited by its
memory capabilities, and in order to obtain results that have been converged with a number
of iterations that do not exceed the capacities of the computer, we use a coarser mesh. Mesh
optimization is to be considered in future studies. On the other hand, a regular four-node
quadrilateral element mesh is used in [24] as well as a mixed finite element spatial resolution
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method and a second-order leapfrog temporal integration scheme [14,[15]. Thus we use a
different mesh and resolution scheme.

3.3.3 Active imaging

As a first illustration of the methodology, we consider the localization of three reflectors
(active configuration) using the KM imaging functional (3.14)) and the CINT imaging func-
tional (3.22)). The search domain is a square of size 20\g x 20\ centered around (90, 0).

transducers positions
o 3
3 3

transducers positions (m)
°

&
3

0.05 01 015 02 025 0.05 0.1 0.15 02 0.25
time (s) time (s)

(a) (b)

Figure 3.6 — Imaging in a motionless medium in the configuration of Fig. . (a) Time
traces recorded at the receivers in the case of a constant speed of sound ¢ = 3000 m/s.
(b) Time traces recorded at the receivers in the case of a random speed of sound of mean
¢ = 3000 m/s and standard deviation o = 3%. The horizontal axis is time (in s) and the
vertical axis is the array transducer location (in units of o).

Let us first look at the case where the motionless medium of Fig. [3.1] is homogeneous,
that is, its speed of sound is constant and equal to ¢. For this case, the KM imaging
functional should give peaks corresponding to the positions of the reflectors. An example of
the signals scattered by the reflectors is shown in Fig. In the active configuration we
use the central sensor as a source and all the sensors of the array as receivers. We clearly
distinguish the echoes of the signal for each reflector. In addition, the signals are symmetric
with respect to the central receiver which also serves as a source. Therefore, we should be
able to find the position of each reflector. To be convinced of this, the results obtained with
the KM imaging algorithm are given in Fig. with a pixel size of A\o/2. We find the three
reflectors in the middle of the search region. However, the peak of the imaging functional
at the position of the reflectors is not as sharp as in . This spread of the peak is mainly
attributed to the mesh used. This result is deemed sufficient for a first study, though. A
refined mesh shall be used in future works.

In the case of the motionless medium of Fig. [3.I] with a random speed of sound, it is
much more difficult to distinguish the wavefront and the echoes of the three reflectors on
Fig. since the signals are noisy. The causes of this noise are the multiple scattering of
acoustic waves on the inhomogeneities present in the medium. In addition, the noise will be
different from one realization of the medium to another. We understand very well why KM
imaging algorithm is not effective. Indeed we back-propagate all the noise contained in the
signals recorded by the receivers, and this noise is not canceled by the Green’s function CAT’O of
the homogeneous ambient medium playing the role here of a fictitious medium. This noise
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Figure 3.7 — KM active imaging in a motionless medium in the configuration of Fig.
with constant speed of sound ¢ = 3000 m/s. The reflectors to be localized are drawn in
white.

phenomenon appears very clearly when we compute the KM imaging functional (Fig.
and Fig. . We observe noisy images that are different from one realization of the
medium to another, hence we get statistically unstable images. The random phase present
in the signals is not satisfactorily canceled by back-propagation. We do not get a sharp
peak around the position of the three different reflectors as in the case of the homogeneous
motionless medium.

Let us now look at the results obtained with the CINT imaging algorithm. The results
are displayed in Fig. and Fig. for respectively the first realization of the medium
and the second realization of the medium with the same mean ¢ = 3000 m/s and standard
deviation o = 3%. The squared KM imaging functional |Ziky|? is shown because when
X4 = a and Qg = B, we have |Zoint| = |Zxkwm|?. The optimal CINT parameters will be
denoted by €y = 5 and X; = X in the following. They were found ”by hand”, however
there may be a more optimal set of parameters but the adaptive algorithm [26] was not
used. Indeed in our computational setup producing a CINT image takes several hours. It
is therefore faster to find parameters close to the optimal parameters by hand. However we
think that with the ability to produce images more quickly the adaptive choice presented
in [26] is a real plus for producing images with a better resolution. Overall we can observe
that the images are less noisy than those obtained by the KM imaging algorithm, as they
are smoother and statistically stable. By using the CINT imaging algorithm, we can thus
cancel a certain part of the random phase present in the signals acquired by the receivers
and coming from the multiple scattering of the acoustic waves on the inhomogeneities of the
medium. The influence of the realization of the random medium has therefore been reduced
as can be seen on Fig. For two different realizations of the medium, we obtain two
different images with the KM imaging functional but CINT imaging results are relatively
close. Nevertheless, as expected, the cross-range resolution and the range resolution are
slightly altered. The peak centered around each reflector, which has been observed in the
case of an homogeneous medium, is rather spread here. This comes from the smoothing of
the image induced by the CINT imaging algorithm. Obtaining a good image is therefore
based on the compromise between the smoothing necessary to compensate the noise and
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Figure 3.8 — Active imaging in a motionless medium in the configuration of Fig. with
random speed of sound with mean ¢ = 3000 m/s and standard deviation o = 3%. Compar-
ison of the KM and CINT imaging functionals for two different realizations of the random
medium. (a) Squared KM imaging functional for the first realization of the medium. (b)
Squared KM imaging functional for the second realization of the medium. (c¢) CINT imag-
ing functional for the first realization of the medium. (d) CINT imaging functional for the
second realization of the medium. Qg = 0.09 x B and X4 = 0.85 X a for both media. The
reflectors to be localized are drawn in white.

the loss of resolution that it induces. It is the heart of the CINT imaging algorithm through
the choice of parameters 2; and Xy. The choice of an optimal decoherency frequency 24
contributes to enhance range resolution, while the choice of an optimal decoherency length
X4 contributes to enhance cross-range resolution.

3.3.4 Passive imaging

Some results are briefly presented now for the case of passive imaging. Here the sensors
in the array are used as receivers only, and we want to localize three sources buried in a
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motionless medium with a random speed of sound; see again Fig. In this configuration
we note that the KM imaging functional easily finds the sources, so there is little interest of
using the CINT imaging algorithm in this configuration to the extent that much less time
is required to produce an image by the KM imaging algorithm. We can see on Fig.
that the two imaging functionals find the three sources with good precision. Indeed in
the passive setup the signal emitted by the sources goes through the random medium only
once, which is not enough to be sufficiently scattered and put in default the KM imaging
algorithm. Surely, there should be higher levels of randomness to achieve this. In the next
two sections we will use an active imaging setup to show the interest of the CINT imaging
algorithm compared to the KM imaging algorithm.

cross-range
cross-range

range range

cross-range
cross-range

range range
(c) (d)

Figure 3.9 — Passive imaging in a motionless medium in the configuration of Fig. with
random speed of sound with mean ¢ = 3000 m/s and standard deviation o = 3%. Compar-
ison of the KM and CINT imaging functionals for two different realizations of the random
medium. (a) Squared KM imaging functional for the first realization of the medium. (b)
Squared KM imaging functional for the second realization of the medium. (¢) CINT imag-
ing functional for the first realization of the medium. (d) CINT imaging functional for the
second realization of the medium. Q24 = 0.09 x B and Xg = 0.85 x a for both media. The
sources to be localized are drawn in white.
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3.4 Imaging in a moving random medium

In this section, we consider again the configuration depicted in Fig. 3.1} except that
the ambient medium is now moving at the velocity vy which may be either uniform, or
randomly perturbed around its mean uniform value. At first we will assume that the speed
of sound is constant in order to highlight the role of the Doppler compensation factor (3.16))
for the KM and CINT imaging algorithms in that moving ambient medium. Then the speed
of sound will also be randomly perturbed around its mean value, as in the foregoing section.

3.4.1 Active imaging in a random medium moving at a uniform velocity

The ambient medium is moving at a uniform velocity vg in the cross-range direction:

vo = ( I Q) (3.34)

with the Mach number M = 0.3 and ¢ = 3000 m/s. We use the KM imaging functional
and CINT imaging functional to localize the three reflectors in Fig. (active
configuration). First of all, let us look at the signals recorded by all the sensors for either
a constant or a random speed of sound; see Fig. We note that the symmetry with
respect to the transducer used as a source—the central sensor—is no longer respected. This is
because the ambient medium is now moving in the cross-range upward direction. We thus
understand that this phenomenon will have to be consider by a certain correction factor
in our imaging functionals. This is the role of the Doppler compensation coefficient vp
of Eq. . In Fig. we still see the different echoes of the signal on the reflectors.
Thus, if our coeflicient is correct, we should be able to see the position of each reflector in
that case of a constant speed of sound.

transducers positions (m)
transducers positions (m)

0.05 0.1 0.15 0.2 0.25 0.05 0.1 0.15 0.2 0.25
time (s) time (s)

(a) (b)

Figure 3.10 — Imaging in a moving medium in the configuration of Fig. with uniform
velocity in the cross-range direction. (a) Time traces recorded at the receivers in the case
of a constant speed of sound ¢ = 3000 m/s. (b) Time traces recorded at the receivers in the
case of a random speed of sound of mean ¢ = 3000 m/s and standard deviation o = 3%.
The horizontal azis is time (in s) and the vertical axis is the array transducer location (in
units of \o).

In order to highlight the role of the Doppler compensation coefficient, we show in

Fig. the KM imaging functional (3.18]) without vp (Fig.[3.11(a)|) and the KM imaging
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functional (3.20) with vp (Fig. [3.11(b)). The speed of sound is constant and the search
domain is a square of size 20\g x 20\o centered around (90Ag,0). We note that when ~p

is not used, we do not find the positions of the three reflectors. Indeed, in this case, we
back-propagate the signals in a medium at rest. Conversely, when vp is taken into account
in the KM imaging functional, we get their position relatively well. Nevertheless, we notice
that there is a slight shift for the top reflector. There can be several explanations: error of
discretization during the resolution of the equations, imperfect reflections of the waves on
the reflectors and/or imperfect absorption on the edges of the computational domain, or
error induced in the model by the (first-order) corrector vp. Further study may lead to a
better understanding of this phenomenon.

cross-range
cross-range

g0 85 20 9% 100
range

(a) (b)

range

Figure 3.11 — KM active imaging in a moving medium in the configuration of Fig. with
constant velocity vy in the cross-range upward direction and constant speed of sound ¢ =
3000 m/s. Influence of the Doppler compensation coefficient vp on KM imaging functional:
(a) without yp; (b) with vp. The reflectors to be localized are drawn in white.

Then the speed of sound of the ambient medium moving at the uniform velocity vg of
is randomly perturbed about its mean value ¢ with the standard deviation o = 3%.
From now on, the Doppler compensation factor yp of will be considered for all
simulations. The KM imaging functional for two realizations of the medium is shown in
Fig. As in Fig. we observe very noisy images that differ from one realization of
the medium to another. We thus apply the CINT imaging algorithm to the signals received
by the receivers. The optimal setting for 2; and X, is found in the same way as before.
The results can be seen in Fig. We only show one realization of the medium but we
can make the same observations as in Sect. the KM imaging algorithm is statistically
unstable while the CINT imaging algorithm is statistically stable. For the KM imaging
functional of Fig. we have difficulties finding the positions of the three reflectors
since the image is noisy. For the CINT imaging functional of Fig. the positions
of the three reflectors appears much more clearly. The uncertainties present on the image
obtained by the KM algorithm have practically disappeared. Nevertheless, we have, as
expected, a loss in resolution that comes from the smoothing phenomenon of the CINT
algorithm.
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cross-range
cross-range

Figure 3.12 — KM active imaging in a moving medium in the configuration of Fig. with
constant velocity vg in the cross-range upward direction and random speed of sound with
mean ¢ = 3000 m/s and standard deviation o = 3%. (a) Squared KM imaging functional
for the first realization of the medium. (b) Squared KM imaging functional for the second
realization of the medium. The reflectors to be localized are drawn in white.

cross-range
cross-range

Figure 3.13 — Active imaging in a moving medium in the configuration of Fig. with
constant velocity vg in the cross-range upward direction and random speed of sound with
mean ¢ = 3000 m/s and standard deviation o = 3%. Comparison of the KM and CINT
imaging functionals for one realization of the random medium. (a) Squared KM imaging
functional. (b) CINT imaging functional with Qg = I—BQ and Xq = 0.9 x a. The reflectors to
be localized are drawn in white.
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3.4.2 Active imaging in a random medium moving at a random velocity

The same configuration as in the previous sections is considered (see Fig.[3.14)), but the
ambient medium is now moving at a random velocity vg:

- o1l (7’)
vo(r) = (M .c(11+102u2(7“))>

with the Mach number M = 0.3, ¢ = 3000 m/s, and o1 = o9 = 3%. The disturbances ;1 and
o are stationary, mean-zero independent random processes. Matern 1/2 autocorrelation
functions are chosen for py and po. These perturbations are simulated by random
Fourier series of stationary processes [111,]117]. One realization is shown on Fig. [3.14(c)|
for illustration purposes. We note that this random ambient velocity vy does not
necessarily solve the ambient flow equations and the autocorrelation functions of its
turbulent components do not fulfill the necessary condition Eq. . This simplified
model is a first attempt to take into account turbulent phenomena with the KM and CINT
imaging algorithms. More realistic models shall be envisaged in future works.

In the same way as in the previous sections, let us first look at the signals recorded
by all the sensors for either a constant or a random speed of sound; see Fig. We
note that the symmetry with respect to the transducer used as a source—the central sensor—
is not respected. Compared to the moving medium with constant velocity, we observe
here an echo fairly close to the echo in Fig. but noisier. This is induced by the
velocity of the ambient medium which is now random. Thus, the waves propagating in this
medium will also be noisy. However, even in the presence of this noise, we always see the
different fronts representing the echoes of the signal on the three reflectors. The role of the
Doppler compensation coefficient vp is also highlighted in Fig. [3.16] Here we show the KM
imaging functional without vp and the KM imaging functional with vp for one
realization of the random velocity vy of the ambient medium. The compensation coeflicient
is computed for the mean velocity of the ambient medium. The search domain is again a
square of size 20\g x 20)\¢ centered around (90Xp,0). KM imaging algorithm accounting
for the Doppler compensation coefficient works well in this configuration (constant speed
of sound) even if the ambient flow velocity is random.

Images obtained by the KM imaging algorithm for two realizations of the ambient
medium with random velocity and random speed of sound are shown in Fig. We
observe, as in the preceding cases, the statistical instability of the KM imaging functional,
since we can not determine unambiguously the positions of the reflectors for any realization
of the medium. We thus apply the CINT imaging algorithm to the signals received by the
receivers. The optimal setting for 2; and X is found in the same way as before. The results
can be seen in Fig. We only show one realization of the medium but we can make
the same observations as in Sect. Using the KM imaging algorithm (Fig. , we
can not distinguish the positions of the three reflectors. On the contrary, using the CINT
imaging algorithm (Fig. , we can much more easily distinguish the positions of the
three reflectors. However, we can notice two things. First, we still have a loss in resolution
due to smoothing. Second, we can observe that there are slight offsets of the positions of
the reflectors (of the order of a few pixels). This phenomenon can be explained by the fact
that the mesh step is not sufficiently reduced, discretization errors are therefore present
and not negligible. It could also be explained by the fact that the Doppler compensation
coefficient yp is a first order correction.
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Figure 3.14 — Active imaging in a moving medium with random velocity vy and random
speed of sound with mean ¢ = 3000 m/s and standard deviation o = 3%. The locations of
the reflectors to be imaged is shown by dots e and the locations of the transducers is shown
by crosses x. (a) Computational setup with dimensions in terms of the central wavelength
Xo- (b) Typical realization of the random speed of sound co(r). (c¢) Typical realization of the
random ambient flow velocity in the range direction. (d) Typical realization of the random
ambient flow velocity in the cross-range direction.

3.5 Passive imaging through a synthetic turbulent jet flow

In this section we finally aim at getting closer to a real flow configuration by trying
to build images through a synthetic turbulent jet flow. Indeed, until now, the medium
in which the imaging algorithms were tested does not really have any physical relevance,
contrary to the framework in which this section fits.

3.5.1 Model setup

A sketch of the configuration considered here is shown in Fig. This case study
is inspired by the experiments conducted by Candel et al. in the 70’s [41-43] at the Von
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Figure 3.15 — Imaging in a moving medium in the configuration of Fig. with random
velocity. (a) Time traces recorded at the receivers in the case of a constant speed of sound
¢ = 3000 m/s. (b) Time traces recorded at the receivers in the case of a random speed of
sound of mean ¢ = 3000 m/s and standard deviation o = 3%. The horizontal axis is time
(in s) and the vertical axis is the array transducer location (in units of \g).
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Figure 3.16 — KM active imaging in a moving medium in the configuration of Fig. with
random velocity vy and constant speed of sound ¢ = 3000 m/s. Influence of the Doppler
compensation coefficient yp on KM imaging functional: (a) without yp; (b) with yp. The
reflectors to be localized are drawn in white.

Karman institute, and more recently by Kréber et al. @ﬂ at the Aeroacoustic Wind Tunnel
Braunschweig (AWB) facility, and by Sijtsma et al. [118] at the DNW (the German-Dutch
Wind Tunnels) PLST wind tunnel. The jet inflow boundary conditions (left side of Fig. [3.19))
yield two sub-domains with average ambient flow velocities U; = 100 m/s and Uy = 50 m/s,
respectively, with turbulent shear layers in between. Our goal is to image point sources lying
in the first medium with an array of sensors placed in the second medium-that is, a passive
imaging setup in the terminology used in the foregoing sections.

The data for this generic jet configuration are synthesized numerically in two steps as
follows:

— First, we simulate the ambient shear flow by solving the Euler equations using the
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cross-range
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Figure 3.17 — KM active imaging in a moving medium in the configuration of Fig.
with random velocity vo and random speed of sound with mean ¢ = 3000 m/s and standard
deviation o = 3%. (a) Squared KM imaging functional for the first realization of the
medium. (b) Squared KM imaging functional for the second realization of the medium. The
reflectors to be localized are drawn in white.
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Figure 3.18 — Active imaging in a moving medium in the configuration of Fig. with
random wvelocity vo and random speed of sound with mean ¢ = 3000 m/s and standard
deviation o = 3%. Comparison of the KM and CINT imaging functionals for one realization
of the random medium. (a) Squared KM imaging functional. (b) CINT imaging functional
with g = % and Xg = 0.9 x a. The reflectors to be localized are drawn in white.

DG solver outlined in Sect. This is the CFD step. In order to generate tur-
bulence, viscosity phenomenon must be present. By definition, Euler equations are
theoretically only used to solve perfect fluids, i.e. without viscosity. Nevertheless,
some viscosity is actually generated by the numerical scheme. At first, we will use
this numerical viscosity to simulate the turbulent shear layers.

— Second, we simulate the propagation of acoustic waves in the ambient flow obtained in
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Figure 3.19 — Synthetic jet flow configuration: B non-reflection Padé boundary conditions;
— jet inflow boundary condition for the central zone with Uy = 100 m/s;
boundary condition outside the central zone with Us = 50 m/s.

jet inflow

the CFD step by solving the linearized Euler equations using the DG solver outlined
in Sect. [3:2.2] This is the CAA step. In a first approximation, we will consider that
the acoustic phenomena are much faster than the fluidic phenomena. As a result,
the ambient flow will be considered as ”frozen”. The flow obtained at the last time
increment of the CFD step will be used as the carrier (ambient) flow for the CAA
step.

3.5.2 Imaging setup

A parameterization of the imaging setup for the synthetic jet flow of Fig. [3.19]is shown
in Fig. We seek to determine the positions of three point sources whose emitted signals
pass through a turbulent shear layer. All sources emit the same signal given by Eq. (3.33).
The central frequency is here fy = 50 kHz. The fluid studied is the air defined by a speed
of sound ¢ = 340 m/s at the temperature " = 20°C. This corresponds to a wavelength
Ao = 6.8 x 1073 m. The remote array contains 45 sensors at a distance %1 from each other.

3.5.3 Mesh for the CFD and CAA computations

The same mesh is used for both the CFD and CAA steps. It is constructed so that there
are 30 elements per wavelength Ao (the typical wave length of the source) for a mesh size
of 100\ x 100)g. We thus have 3000 x 3000 elements, that is a total of 9 million elements.
The mesh is regular and composed of quadrilateral elements with four nodes each.

3.5.4 Flow calculation

The base flow computed in the CFD step is shown in Fig. As a first approximation,
we will consider it as frozen and use it as the ambient flow for testing the KM and CINT
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Figure 3.20 — Synthetic jet flow configuration: imaging setup. a is the aperture of the
sensors array, L is the distance between the central sensor and the barycenter of the two
upper sources, and d is the distance between this barycenter and the lower source.

imaging algorithms. We can already notice that we well observe the development of a
turbulent shear layer at the interfaces between the parts of the jet having different inflow
velocities. This turbulent layer arises from the inflow velocity difference: 100 m/s for
the first medium located between —10\g and 10\ along the range axis (y), and 50 m/s
elsewhere (the second medium). It should be noted at this stage that we are not interested
in computing precisely the turbulent structures for this jet configuration. Our aim is rather
to test the imaging algorithms in such a heterogeneous medium. The turbulent layers as
resolved by the present numerical scheme are sufficient to exhibit and discuss their main
features.

3.5.5 Refraction compensation mechanism

In addition to the Doppler compensation coefficient vp of Eq. which accounts
for the convection effects, we must consider the fact that the acoustic waves generated by
the source in the first medium will pass through media subjected to different velocities;
see Fig. [3.22 Thus, we introduce a refraction compensation mechanism in the imaging
functionals introduced in Sect. In this context the KM passive imaging functional

(3.17)) and CINT passive imaging functional (3.25)) take the form:

N
IKM(TS) = Zp (rra YD1 (Tsa ro, Uléx)Tl + YDy (’I“(f), Tr, UQém)TQ) ’ (335)

r=1
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Figure 3.21 — Base flow obtained by solving Euler equations (CFD step) using a DG finite
element method for space discretization and Runge-Kutta method for time discretization for
the synthetic jet configuration of Fig.[3.19. The color gradient represents the norm of the
momentum |gv|.

and:

Towt (r° Qd» Xq) =

. S ~ ~
// ’f‘qa Tr, W, W ) e~ WD, (r7,ro,Uiéz)Ti+yD, (ro,mq,U282)T2)
UJ w

gr=1 "I
[rg —rr| < Xg

> eiw’('yDl('rS,'rO/,Uléz)Tl’—l—'yDQ(TO/,TT,UgéI)TQ’) dwdw’, (336)

respectively, where é, is the unit vector along the (horizontal) direction of the ambient
flow. The Doppler compensation coefficients yp, and ~yp, are calculated as in with
the velocities of sound ¢; and ¢; of the two media. Referring to Fig.[3.22] where « is the angle
of the incident wave, 8 the angle of the refracted wave, and O is the point of the interface
between both media where the wave is refracted, then the travel times within the first and
second media are T} = a;/c; and Ty = as/co, respectively, where a; = I;/ cosa = |7 — 10|
and ag = lz/cosﬂ |ro — 14|, respectively (likewise, T{ = a}/c1 and Ty = ab/co with a} =
|75 — ror| and aly = |ror — 7,|). Tt is important to note that in this refraction compensation
mechanism only the phase (travel times) is significant for localizing the source, and not
the amplitude. This is the reason why no amplitude reflection/transmission coefficient is
required in the imaging functionals.
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Figure 3.22 — Refracted acoustic wave at the interface between two media with speeds of sound
c1 and co: « is the angle of the incident wave, B is the angle of the refracted wave. The
interface is taken as the mean shear layer between the first and second media in Fig.[3.19.

One source case
fo 50 kHz
X, 129
Y, 0

d 0

L 20

a 22 o

Table 3.1 — Imaging setup parameters for a single source through a synthetic turbulent jet.

3.5.6 Imaging of the sources

We will first focus on determining the position of a single source. The distance d between
the upper sources is set to zero in this case. The size of the search window is 10Ag x 10\g
centered around the source point (X, Ys). A pixel being of size %, this corresponds to a
window of 25 x 25 pixels. The parameters defining this case are gathered in Tab. The
results obtained with the KM imaging algorithm are shown in Fig. [3.23] and those obtained
with the CINT imaging algorithm are shown in Fig. We know that the jet flow used
is ideal and does not reflect reality but we obtain the desired mechanisms. We can see
the influence of the Doppler compensation coefficient vp. Without this coefficient we have
a shift of the position of the source, however if we use it in our imaging functionals we
observe that they find with satisfactory precision the position of the source. We can also
see that the refraction compensation mechanism does not really have any influence on the
result. This was predictable because the speeds of sound of the two media are identical.
Furthermore the distance between the source and the receivers is low, which leads to low
refraction of the waves. However in a more favorable configuration for refraction we put
forward the assumption that this mechanism will become of prime importance.

Second, we aim at determining the positions of three sources. The parameters defining
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Figure 3.23 — KM passive imaging of a single source through a synthetic turbulent jet
flow. Influence of the Doppler compensation coefficient yp and refraction compensation
mechanism on KM imaging functional: (a) without any compensation; (b) with Doppler
compensation coefficient yp; (c¢) with Doppler compensation coefficient yp and refraction
compensation mechanism. The source location is shown by a dot e.

this case are gathered in Tab. The search window is the same as the case with
one source. The results obtained with the KM imaging algorithm are shown in Fig.
and those obtained with the CINT imaging algorithm are shown in Fig. The same
conclusions can be drawn as for the case with a single source.

3.6 Conclusion

After introducing the model problem and recalling the principles of the two imaging
functionals we use, namely Kirchhoff migration (KM) in Sect. and Coherent Inter-
ferometry (CINT) in Sect. we proposed a suitable form of these functionals by in-
troducing the Doppler compensation coefficient vp of Eq. . This parameter makes it
possible to perform imaging through a random flow. Indeed we first back-propagated our
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Figure 3.24 — CINT passive imaging of a single source through a synthetic turbulent jet
flow. Influence of the Doppler compensation coefficient yp and refraction compensation
mechanism on CINT imaging functional: (a) without any compensation; (b) with Doppler
compensation coefficient yp; (c¢) with Doppler compensation coefficient yp and refraction
compensation mechanism. The source location is shown by a dot e.

signals in a homogeneous medium at rest, which does not cancel out the effects that the
signals have undergone when passing through a moving ambient medium. The factor vp
allows us to compensate these effects and perform imaging efficiently.

In a first step we validated our solver, SPACE, in a homogeneous medium at rest then
in a random medium at rest in Sect. It has been seen that in the context of passive
imaging the levels of medium disturbances considered are too low to see an interest in
CINT imaging. Indeed, in this context, the signals pass one time in the medium and are
not sufficiently scattered by the latter to put KM in default. That is why we focused on
the context of active imaging.

In active imaging, the signals first go to the reflectors and then go back to the receivers
thus propagating back and forth in a random medium. They are therefore much more
modulated. The difference is easily seen when comparing the figures and which
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Table 3.2 — Imaging setup parameters for three sources through a synthetic turbulent jet.
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Figure 3.25 — KM passive imaging of three sources through a synthetic turbulent jet flow. In-
fluence of the Doppler compensation coefficient yp and refraction compensation mechanism
on KM imaging functional: (a) without any compensation; (b) with Doppler compensation
coefficient yp; (c) with Doppler compensation coefficient yp and refraction compensation
mechanism. The source locations are shown by dots e.

show KM in both contexts for a random medium with the same characteristics. The strength
of CINT imaging lies mainly in the fact that it is statistically stable, which is not the case for
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Figure 3.26 — CINT passive imaging of three sources through a synthetic turbulent jet
flow. Influence of the Doppler compensation coefficient yp and refraction compensation
mechanism on CINT imaging functional: (a) without any compensation; (b) with Doppler
compensation coefficient yp; (c¢) with Doppler compensation coefficient yp and refraction
compensation mechanism. The source locations are shown by dots e.

KM imaging. One of the counterparts lies in the smoothing of the CINT imaging that must
be set in order to have satisfactory results. The other main counterpart is the time required
to make an image that is a few hours for the CINT while KM is almost instantaneous, with
Matlab on a standard computer.

Both imaging methods in a moving ambient medium were tested in two configurations:

— the ambient medium has a random speed of sound and is moving with a uniform
velocity,
— the ambient medium has a random speed of sound and is moving with a random

velocity.

We could see the importance of the Doppler compensation coefficient vp. These two con-
figurations that put KM imaging algorithm in default did not affect the CINT imaging
algorithm, which was able to localize the three sources quite efficiently each time; see
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Fig. and Fig.

Finally, we performed some tests of the KM and CINT imaging algorithms through
a synthetic turbulent jet calculated by CFD. We placed ourselves in the case of passive
imaging because of technical constraints, and added a refraction compensation mechanism.
In this context we saw that the KM algorithm, under the conditions implemented in these
tests, works relatively well if we use the Doppler compensation coefficient vp. We also saw
the tiny influence of the refraction compensation mechanism, which is explained by the
configuration considered. This mechanism could be of prime importance if a configuration
more favorable for refraction is considered.






Conclusions and perspectives

In this thesis we have analyzed some models of propagation of acoustic waves in inho-
mogeneous quiescent media, as essentially developed in [72], and we have extended these
results to inhomogeneous moving media. We have obtained in Sect. and Sect. explicit
integral representations of the pressure fields that have been transmitted by an homoge-
neous ambient flow and a cluttered ambient flow with a random bulk modulus, namely
Lemma and Prop. respectively. More precisely, in Sect. [2.3] we have adapted to
moving random media the approach of [72, Chap. 14] for quiescent random media. We
have also derived in Sect. an explicit expression of the power spectral density of the
pressure field transmitted by a cluttered ambient flow with a random velocity for various
simplifications of the flow features; see Prop. More particularly, we have obtained
an integral representation of the pressure field for this case in Prop. using various
assumptions for the ambient flow (thin layer) and the (high-frequency) source, and a Born
approximation. We have also developed a solution for finding the stationary-phase point
for this problem in Lemma These are the main results of Chapter [2] of the thesis.
We have compared our results with the literature in Sect. and we have seen that our
model gives the same tendencies as others models [54,55,64466}/103,104.,[112] or experimen-
tal observations [41-43,911|118]. Our model managed to highlight a characteristic spectral
broadening effect, whereby a reduction of the main peak at the source tone frequency in
favor of more distributed spectral humps on both sides of this peak is observed. We have
seen that the main peak is directly related to the unperturbed transmitted pressure while
sidebands (lobes) arise in connection with a Doppler shift effect due to the motion of the
turbulent eddies acting as secondary sources for the scattered transmitted pressure. We
have observed a widening of these lobes proportional to the convection velocity of the tur-
bulent eddies, as well as the independence of the locations of their maxima with respect
to the tone frequency. Increasing the latter also leads to a widening of the sidebands and
higher scattered levels.

It would be interesting in future works to relax some hypotheses such as the thickness
of the layer, which is supposed to be infinitely thin, or the velocity of the flow, for which
the Mach number is assumed to be much smaller than 1. Moreover, the flow has always
been assumed to be z-dependent in order to obtain a stratified configuration as described
in [72]. Axisymmetric flow geometries should be studied in future works for aerospace
applications. Our model of delta-correlated turbulent velocity fluctuations in Sect.
could also be improved by considering more general auto-correlation functions of the form
imposed by the assumption of homogeneous isotropic turbulence, or homogeneous
axisymmetric turbulence as in |[104]. Finally, we have considered that the source-microphone
axis was perpendicular to the flow. Studying the influence of the angle of illumination as
in [40L55,(103,[112] should bring interesting information. Measurements and models of the
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cross power spectra between two microphones have been reported in [41-43,81], and our
model could also be compared to these results.

Then we have introduced in Chapter [3| two imaging methods, Kirchhoff’s migration
(KM) and coherent interferometry (CINT), which we have adapted to the flow imaging
context with a Doppler compensation factor . The same idea has been implemented
in [33,69] to characterize fast moving objects. The Doppler compensation factor must
compensate the shift of the arrival time induced by the flow when the ambient medium
moves at an average velocity. We have compared these two methods in several contexts in
Sect. (random medium moving at a uniform velocity) and Sect. (random medium
moving at a random velocity), after validating our discontinuous Galerkin finite element
solver in Sect. We have highlighted the fact that in a passive imaging context, at
the considered noise levels, the KM imaging technique was more interesting than the CINT
imaging technique because the images made with KM are satisfactory and the computation
time is much lower. However, in the context of active imaging, the results are very different
since KM can not effectively find the positions of the reflectors that we want to image, unlike
CINT. The CINT imaging technique also gives statistically stable results unlike the KM
imaging technique, i.e. in two different realizations of the random medium we get the same
results with CINT imaging which is not the case with KM imaging. It seems interesting
then to optimize the CINT imaging technique in order to reduce its computation time since
it works in a broader context than the KM imaging technique. Moreover this will make the
CINT parameter adaptive choice algorithm introduced in |26 interesting to use, which is
not the case today because of the computation time necessary to produce an image. Finally
some results of imaging through a turbulent jet were presented in Sect. Indeed, the
main objective of this work was to be able to characterize (i.e. to detect and to localize) a
source in a real jet configuration. In this context we have seen that we could not fail the
KM technique because we could not generate enough turbulence with our CFD calculation,
and we were in a passive imaging configuration.

It would be interesting in future works to generate more turbulence ” artificially”, as done
in |16], or to consider an active imaging configuration with such a low level of turbulence. It
would also be necessary to modify the configuration of the sensors, the distance separating
them, their distances from the source, or the permeability of the reflectors in the active
setting in order to see the influence of these parameters on our results. Moreover the
computing power having limited us in term of mesh refinement, but also the source-reflectors
distance, it would be interesting to be able to perform simulations on large computers in
order to go further with these questions. It would also be possible, in this case, to propagate
the waves in a CFD-solved jet and get closer to the work of |[16]. Finally, as we have seen
for the theoretical considerations, it will be interesting to study the effects induced by a
higher Mach number, especially on the Doppler compensation mechanism, and to see the
influence of a non-perpendicular illumination.
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