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CHAPTER 1

Introduction

Context and history

Traffic congestion on urban road networks has increased substantially, since 1950 [Cav05]. Traf-
fic congestion is characterized by slow speeds, longer trip times, and increased vehicular queuing.
When vehicles are fully stopped for periods, this is known as a traffic jam [MAC12| [Dar90] or (in-
formally) a traffic snarl-up [FHSA93]. Traffic congestion has several negative impacts: reduction
of regional economic health, delays, more time to travel "just in case", increasing air pollution and
carbon dioxide emissions, more frequent repairs and replacements of vehicles, road rage and re-
duced health of motorists, interfering with the passage of emergency vehicles, and a higher chance
of collisions.

Traffic congestion resulting from traffic breakdown is an ubiquitous problem. Traffic break-
down usually arises from the combination of three ingredients: high traffic demand, bottlenecks,
and disturbances caused by individual drivers (see [TK12|]). High traffic demand, which is the
inflow indicating the potential average traffic flow on the main road and exceeding the bottleneck
capacity, such as during rush hours, causes the slow velocity of the traffic stream. A bottleneck
is defined as a local reduction of the road capacity (see [TK12]). Most bottlenecks include flow-
conserving bottlenecks and non-flow-conserving bottlenecks with additional sources and sinks,
for example, on-ramp and off-ramp bottlenecks, or permanent and temporary types such as the
blocking effect resulting from accidents or traffic lights. The interaction of controlled autonomous
vehicles (as the moving bottlenecks) with the surrounding traffic and the possibility to reduce
congestion effect caused by some fixed bottlenecks downstream are studied in [Goa+21]. On the
basis of the Kerner-Klenov-Wolf (KKW) model of three-phase traffic flow theory, the traffic flow
model of expressway ramp system under the accident conditions is proposed in [Zen+21], and the
combined bottleneck effect of accidents on the traffic flow under the open boundary condition is
simulated and analyzed. Considering the LWR model, the optimal location problem is analyt-
ically identified, formulated, and solved for variable speed limit application areas inside a lane
drop bottleneck in [MJ20]. Traffic breakdown usually occurs, when there are disturbances caused
by individual drivers, such as abrupt lane changes, braking maneuvers, or other unanticipated
actions. The disturbances often lead to a platoon of vehicles following each other at small time
gaps which eventually becomes the first propagating upstream traffic wave of a triggered stop-and-
go state. Beyond the factors resulting in the traffic breakdown, high traffic demand is the most
effective ingredient. The disturbances caused by bottlenecks or individual drivers can not grow
and propagate on account of unconditional stability, if the traffic flux on the main road is low
enough. However, in spite of the absolute stability, traffic breakdown will take place with inflow
in excess of the capacity of bottlenecks. The local capacity reduction is the decisive attribute of
characterizing the obstructing effect of a bottleneck. Furthermore, we can not predict the time
and location of individual traffic breakdown due to the stochastic and single-vehicle natures of
disturbances caused by individual drivers. In this manuscript, we investigate the traffic congestion
problem on a main road with high traffic demand at the inlet and a bottleneck at the outlet.
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Aiming to understand and develop an optimal transport network with efficient movement of
vehicles and minimal traffic congestion problem, traffic flow is used to study the interactions
between travelers (drivers and their vehicles) and infrastructure (highways, signage, and traffic
control devices) in mathematics and transportation engineering. Attempts to produce a mathe-
matical theory of traffic flow date back to the 1920s, when Frank Knight first produced an analysis
of traffic equilibrium, which was refined into Wardrop’s first and second principles of equilibrium
in 1952. A point = xx in the state space is said to be an equilibrium point of a system if
it has the property that whenever the state of the system starts at xx, it will remain at x* for
all future time. An equilibrium point is stable if all solutions of a system starting at nearby
points stay nearby; otherwise, it is unstable. It is asymptotically stable if all solutions of a system
starting at nearby points not only stay nearby, but also tend to the equilibrium point as time
approaches infinity [KG02|. Nonetheless, even with the advent of significant computer processing
power, to date, there has been no satisfactory general theory that can be consistently applied
to real flow conditions. Current traffic models use a mixture of empirical and theoretical tech-
niques. These models are then developed into traffic forecasts, and take account of proposed local
or major changes, such as increased vehicle use, changes in land use, or changes in the mode of
transport (with people moving from bus to train or car, for example), and to identify areas of
congestion where the network needs to be adjusted. Nevertheless, calculations about congested
networks are more complex and rely more on empirical studies and extrapolations from actual
road counts. Because these are often urban or suburban in nature, other factors (such as road-
user safety and environmental considerations) also influence the optimum conditions. There are
common spatiotemporal empirical features of traffic congestion that are qualitatively the same for
different highways in different countries, measured during years of traffic observations. Some of
these common features of traffic congestion define the synchronized flow and wide moving jam
traffic phases of congested traffic in Kerner’s three-phase traffic theory of traffic flow (see also
Traffic congestion reconstruction with Kerner’s three-phase theory). In a free-flowing network,
traffic flow theory refers to the traffic stream variables of speed, flow, and concentration. These
relationships are mainly concerned with uninterrupted traffic flow, primarily found on freeways or
expressways. In this manuscript, we study the congested traffic flow on a freeway. Freeways are
defined as those facilities that afford uninterrupted flow of traffic, i.e., there is full access control.
Control of access refers to public access rights from properties along the freeway; access to freeway
facilities is allowed only through selected public roads, typically on- and off-ramps [Bla80]. Thus,
freeways typically operate at higher speeds and higher capacities than urban arterial streets or
local roadways [Elel4].

Traffic flow is generally constrained along a one-dimensional pathway. Vehicles following each
other along a given travel lane will have parallel trajectories, and trajectories will cross when one
vehicle passes another. There are three main variables to visualize a traffic stream: speed (v),
density (p, the number of vehicles per unit of space), and flow (g, the number of vehicles per unit
of time) [Elel4]. These fundamental traffic flow characteristics are related as follows:

flow = density x speed.

Speed is the distance covered per unit of time. In practice, the average speed is measured by
sampling vehicles in a given area over a period of time. In traffic flow, the two most important
densities are critical density (p.) and jam density (p,,). The maximum density achievable under
free flow is critical density, while jam density is the maximum density achieved under congestion.
Flow is the number of vehicles passing a reference point per unit of time. In addition to pro-
viding information on the speed, flow, and density of traffic streams, Fig. 1.1 may illustrate the
propagation of congestion (shockwave) upstream from a traffic bottleneck. Congestion shockwave
will vary in propagation length, depending upon the upstream traffic flow and density. However,
shockwave will generally travel upstream at a rate of approximately 20 km/h. The triangular
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Figure 1.1: Flow Density relationship.

curve consists of the free flow side created by placing the free flow velocity vector of a roadway at
the origin of the flow-density graph and the congested branch created by placing the vector of the
shock wave speed at zero flow and jam density. The congested branch has a negative slope, which
implies that the higher the density on the congested branch the lower the flow; therefore, even
though there are more cars on the road, the number of cars passing a single point is less than if
there were fewer cars on the road. The intersection of free flow and congested vectors is the apex
of the curve and is considered as the capacity of the roadway, which is the traffic condition at
which the maximum number of vehicles can pass by a point in a given time period. The flow and
capacity at this point are the optimum flow and optimum density, respectively. The term “capac-
ity” has been used to quantify the traffic-carrying ability of transportation facilities. The value of
capacity is used when designing or rehabilitating highway facilities to determine their geometric
design characteristics such as the desirable number of lanes, it is used to design the traffic signal-
ization schemes of intersections and arterial streets, it is used in evaluating whether an existing
facility can handle the traffic demand expected in the future, and it is also used in the operations
and management of traffic control systems (ramp metering algorithms, congestion pricing algo-
rithms, signal control optimization, incident management, etc.) [Elel4]. The first traffic stream
model was developed by Greenshields [BD+35], who developed a linear speed—density relationship
based on field data. Figure 1.2 provides a sketch of the Greenshields model, which consists of the
flow—speed, flow—density, and speed—density relationships. There are three main ways to study
traffic flow [KG18|, corresponding to the three scales: microscopic scale, every vehicle is considered
as an individual. An equation can be written for each, usually an ordinary differential equation
(ODE); macroscopic scale, similar to models of fluid dynamics, it is considered useful to employ
a system of partial differential equations, which balance laws for some gross quantities of interest;
mesoscopic "kinetic" scale, intermediate possibility, following methods of statistical mechanics,
can be computed using an integrodifferential equation such as the Boltzmann equation. Beyond
three scales, macroscopic models typically described by partial differential equations (PDEs) are
more suitable to study congested traffic and disturbances in the traffic flow.

There are many macroscopic models. The first order Lighthill-Whitham-Richards (LWR)
model (see [LW55] and [Ric56]) represents density-velocity relation in equilibrium and fails
to model stop-and-go traffic. The second-order Payne-Whitham (PW) model (see [Pay71]
and [Whi99]) consists of momentum equation and conservation law, and it is a nonlinear second-
order deviation from density-velocity equilibrium. The second order Aw-Rascle-Zhang (ARZ)
model (see [AR00] and [Zha02]) is derived from the combination of these two models (LWR model
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Figure 1.2: Flow, speed, density relationships: the Greenshields model.

and PW model) through suitable definition and coefficients. There are also some new models
to solve some problems or to improve the model properties. A new car-following model is pre-
sented in [Tan+09]. The exact boundary controllability of a class of nonlocal conservation laws
modeling traffic flow is studied in [Bay+21]. In [GKOT7], the authors propose a new continuum
model with an additional anisotropic term that ensures the characteristic velocities can be less
than or equal to the macroscopic flow speed. In [LBCG20|, a new macroscopic traffic flow model
is presented resulting from the physical realism of the boundedness of traffic acceleration. Except
the single road models, there are some models for networks. A macroscopic traffic flow model
is presented to deal with conservation laws on networks and coupled boundary conditions at the
junctions with buffers of fixed arbitrary size and time-dependent split ratios in [LB+20]. A two-
dimensional traffic dynamic model for large-scale traffic networks is introduced in [Mol+19]. In
this manuscript, the ARZ traffic model of hyperbolic PDEs is used to estimate the disturbance
rejection capacity and reject disturbances to stabilize the single lane traffic flow system. Comput-
ing the value of L9 gain from disturbance to output is a classical control method to measure the
disturbance rejection capacity (see the recent survey [MP20]). For linear systems with Lo distur-
bances, the problems of disturbance tolerance and rejection are formulated and solved in [FLHO04].
In [HLMO2b| and [HLMO02a], under conditions written with linear matrix inequalities, £5 gain
is applied to characterize the ability to reject disturbance for linear systems in the presence of
actuator saturation and disturbance as in Chapter 5 of [LL18] and Chapter 3 of [Tar+11].

The complex and nonlinear way of traffic behavior is dependent on the interactions of massive
vehicles. Several equilibriums, frequent lane changes, overtaking, and platoon dispersion probably
happen in congested traffic on account of the interplay between different types of vehicles and
drivers [NLO7]. Besides the homogeneous models as above, there are many macroscopic traffic
flow models for heterogeneous traffic. Paper [FW15] studies a two-type vehicle heterogeneous
traffic model to acquire overtaking and creeping traffic flows. In [MR17], the extended macroscopic
N-type Aw-Rascle (AR) traffic model is used for heterogeneous traffic by using area occupancy.
The concept of area occupancy is introduced for measuring heterogeneous traffic concentration



in [MRO6] and [ADO§]. In [MR21], a continuum multi-type traffic model is introduced on the
basis of a three-dimensional flow—concentration surface. An m-population generalization of the
Lighthill-Whitham-Richards traffic flow model is presented in [BGCO03]. For the mixed traffic,
some models have been presented. In [JW04], an extended speed gradient (SG) model is used to
study the mixed traffic flow system. In [Liu+21], the data-driven optimal controller is designed
for connected and autonomous vehicles (CAVs) in a mixed-traffic situation (specifically, including
heterogeneous human-driven vehicles). The interaction between CAV and human-driven vehicle
(HDV) dynamics is investigated, and a complete CAV control input and the feasible conditions of a
platoon formation are presented in [MM22] (see also [Tay+21]). In [Gar+20]|, a model is proposed
for mixed traffic composed of few CAVs in the bulk flow, relying on a multi-scale approach to couple
a PDE describing the entire traffic flow and ODEs describing CAV trajectories. About the traffic
networks, paper [TCL21]| contributes to the boundary control design for multi-directional congested
traffic evolving on large-scale urban networks represented by a continuum of two-dimensional
planes, and in [AB22], a delay-robust stabilizing state feedback boundary control law is developed
for an underactuated network of two subsystems of heterodirectional linear first-order n + m
hyperbolic PDEs systems. For the study of multi-type traffic system in this manuscript, we
introduce the multi-type AR traffic flow hyperbolic model to design a controller for rejecting
disturbances and stabilizing the system.

In order to stabilize hyperbolic systems of highway traffic, it is natural to use a proportional-
integral (PI) boundary feedback control strategy on available control signals such as ramp metering
or variable speed limits on a road, due to its actual superiority in attenuating disturbances in
engineering. In control theory, the PI feedback control method is a fruitful paradigm for industrial
and real-life applications for infinite-dimensional systems (see e.g., [ACL05|). Indeed, dissipative
PI boundary conditions have been given for one-dimensional linear hyperbolic systems of balance
laws in [DBC12]. Lyapunov stability of hyperbolic systems of conservation laws is achieved for
boundary control law with integral action in [SM+08]. A PI controller only depending on one side
measurable angular velocity is used to analyze the stability of the inhomogeneous drilling model
in [TJ+20]. In [ZPQ19], a PI boundary feedback controller is designed to stabilize the oscillations
of the traffic parameters on a freeway segment by using on-ramp metering and variable speed
control. Paper [ZP17] proves the local stability of a positive hyperbolic system by designing a PI
boundary feedback controller to stabilize the oscillations of the traffic parameters on a freeway by
the Lyapunov method. For the stability of a cascaded network consisting of several 2 x 2 linear
hyperbolic systems, PI output feedback controllers are designed to reject disturbance and regulate
output to the desired points in [TAX18].

For the stability analysis in this manuscript, integral input-to-state stability (iISS) (a closely
related notion of input-to-state stability (ISS), that is known as one of the central notions in the
control theory of dynamical systems since the seminal paper [Son89]) is used to estimate the impact
of the integral of the disturbances to the state norm [MI15a]. Indeed it allows for the description of
the disturbance effect on the state of nonlinear finite-dimensional systems and provides some design
methods of dynamical output feedback laws (see the survey [Son08]). For infinite-dimensional
systems, the theory has been recently generalized in [KMZ21]. In this manuscript, we exploit such a
notion (iISS) in a quasi-linear infinite-dimensional system with boundary control and perturbation.
More precisely, by providing an ilSS property, we design an observer of the homogeneous linearized
traffic flow model that guarantees the accurate estimation of the traffic state under the condition
that the initial estimation is not too far from the actual state.

In this research, we use the backstepping method to derive a boundary feedback controller
to alleviate traffic congestion. The backstepping approach is the extension of Volterra integral
transformations and can be used to systematically design controller and observers for linear PDEs.
For the infinite-dimensional system, the controllers and observers can be derived directly and all
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analysis can be done without discretization before implementation on a computer. The rationale
behind the backstepping method in this manuscript is the following: through constructing an
appropriate Volterra integral transformation, the original PDE system is mapped to an integral
iISS target system. The original system inherits the stability property thanks to the invertibility
of backstepping transformation. The kernels derived from the backstepping transformation are
adopted as gains of the original system feedback controller.

The backstepping method for hyperbolic PDEs was initially introduced by [KS08|, [Krs08|
and [SCK10]. For the backstepping boundary control design of hyperbolic systems, there are
some theoretical results obtained recently. The robust output regulation problem for boundary-
controlled linear 2 x 2 hyperbolic systems is solved in [Deul7a]. By implementing the finite-time
state feedback regulator with disturbance observers, the finite-time output regulation problem
is solved in [Deul7b]. Two closely related state feedback adaptive control laws are designed for
the stabilization of linear hyperbolic systems with constant but uncertain in-domain and bound-
ary parameters in [AA18]. An output feedback control law is designed for a quasi-linear 2 x 2
system of first-order hyperbolic PDEs with actuation and measurement on only one end of the
domain, and the local H? exponential stability of the closed-loop system is proved in [VKB12].
[Cor+13] uses a backstepping transformation to design a full-state feedback control law and derives
H? exponential stability for a quasi-linear 2 x 2 system of first-order hyperbolic PDEs. An output
feedback controller is designed for the underactuated cascade network of interconnected PDEs
systems using backstepping in [Aur20]. Paper [BCH21] studies the sufficient conditions for local
input-to-state stability in the sup norm of general quasi-linear hyperbolic systems with bound-
ary input disturbances. [Vaz+19] uses the backstepping method to stabilize the low-frequency
parts of a 2-D reaction-diffusion system with Neumann-type boundary conditions. In considera-
tion of the limits of technology and cost, there have been works inspired by [VKC11], designing
an observer-based output feedback control law for the linearized ARZ traffic flow model by using
backstepping transformations (see also [YK19a]). On the basis of PDE backstepping, the solutions
to stabilization of homodirectional and General heterodirectional linear coupled hyperbolic PDEs
are yielded by both full-state and observer-based output feedback, and the trajectory tracking
problems are solved in [Hu+16]. Bilateral control and observation problems for a class of viscous
Hamilton—Jacobi PDEs are tackled by backstepping in [BLV19]. In [Yu+20], a boundary observer
for the nonlinear ARZ traffic flow model is designed to the information of traffic states using
the backstepping method. An observer-based output feedback control law is designed for the lin-
earized ARZ traffic flow model by using backstepping transformations in [YK19b|. In [VK19|, the
problem of boundary control design and observation are dealt with for radially varying coefficients
reaction-diffusion equation under revolution symmetry conditions on a sphere by the backstepping
method. Paper [BYK21] uses the backstepping method to design an output feedback boundary
control for the stop-and-go traffic problem of a linearized two-class AR traffic flow system.

Instead of solving an identification problem for the traffic flow, we solve this problem for a
pandemic dynamic. Until now, COVID-19 has widely spread over the world and has resulted in
huge pressure on hospital capacity and massive death of the population in the world. Quarantine
and lockdown measures have effectively controlled the spread of the infection, in particular in
China (see [Kuc+20]). Quarantine is a rather old technique to prevent the spread of diseases. It
is used at the individual level to constrain the movement of the population and encourage them to
stay at home. Lockdown measures reduce the pandemic transmission by increasing social distance
and limiting the contacts and mobility of people, e.g. with the cancellation of public gatherings,
the closure of public transportation, and the closure of borders. But longstanding lockdown results
in inestimable financial costs, many job losses, and particularly psychological panic of people and
social instability. As declared by some governments (see [Gos+20]), testing is crucial to exit
lockdown, mitigate health harm and decrease economic expenses. In this manuscript, we consider



two classes of active detection. The first one is the short-range test: molecular or Polymerase
Chain Reaction (PCR) test, which is used to detect whether one person has been infected in the
past. The second test is the long-range test: serology or immunity test, which allows determining
whether one person is immune to COVID-19 now. This test is used to identify the individuals
that cannot be infected again.

There have been many papers that focus on estimating the effect of lockdown strategies on
the spread of the pandemic (e.g. [BHM20| and [Roq+20]). In [Pra+20], the lockdown effect
is estimated using stochastic approximation, expectation maximization, and estimation of basic
reproductive numbers. In the last part of this manuscript, we aim at evaluating the dynamics of
the pandemic after the lockdown by looking at the transport effect. For our research on COVID-
19, we aim to evaluate the effect of lockdown within a given geographical scale in France, such
as the largest cities, urban agglomerations, French departments, or one of the 13 Metropolitan
Regions (to go from the finest geographical scale to the largest one). The estimations of effect are
also considered in different age classes, such as early childhood, scholar childhood, working-class
groups, or the elderly. Besides, we propose to understand the effect of partial lockdown or other
confinement strategies depending on some geographical perimeters or some age groups (as the one
that Lyon experienced very recently, see [Fra20]).
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Contributions

The work presented in this manuscript lies in the domain of the control theory of traffic
flow dynamics. To be more specific, the objective is to seek an optimal tuning of control law
for alleviating the congested traffic and rejecting disturbances on a considered roadway with a
bottleneck at the downstream boundary. In this framework, we investigate the optimization
control problem of the homogeneous and heterogeneous traffic flow dynamics described by quasi-
linear hyperbolic PDEs. Our main contributions are as follows:

e For sake of consequently strengthening the robustness of the homogeneous traffic dynamics,
the first main contributions of our work are the design of a PI boundary feedback controller
maximizing the disturbance rejection and the design of an observer-based output boundary
control of traffic breakdown to remove or weaken the effect of high traffic demand, with the
fastest convergence rate.

e This manuscript states a new result on the controller design by using the backstepping
method for the linearized multi-type traffic flow hyperbolic system around a nonuniform
equilibrium to reject disturbances and then alleviate the congested traflic. Firstly, this work
presents the derivation of an extended multi-type AR traffic flow model in the characteristic
form. Secondly, we prove the integral input-to-state stability (iISS) of a target system that
has a source term of integral form and a proportional-integral (PI) boundary control for
rejecting disturbances. Moreover, a controller implemented by ramp metering is designed to
robustly stabilize the heterogeneous traffic system by applying the backstepping method to
the multi-type vehicle traffic model.

e In the study of the COVID-19 epidemic, one contribution is that an extension of the typical
SIRD pandemic model is presented for characterizing the regional spread of COVID-19 in
France before and after the lockdown strategies. In order to estimate the effect of lockdown
strategies and understand the evolution of the undetected compartments for each region
in France, an optimization algorithm is used to solve the following identification problem:
derive the optimal parameters for regions by fitting the extended model to real reported
data during the lockdown. Based on regional model analysis before and after the lockdown,
we present a network model to characterize the pandemic transmission between regions in
France after the lockdown and evaluate the transport effect of the COVID-19 pandemic, when
considering all age classes together. The most interesting point is the chosen exponential
transmission rate (time-dependent) function £, in order to incorporate the complex effect of
lockdown and unlock down strategies.



Structure
This manuscript is organized as follows:

In Chapter 2, we succeed to design a PI controller computed on the linearized ARZ traffic
model. Computing the value of L? gain from disturbance to output, that is to measure the distur-
bance rejection capacity (see the recent survey [MP20]), yields numerically tractable conditions
since convex conditions are derived for the PI controller design. Moreover, by means of numerical
simulations, the stability of the quasi-linear ARZ model in a closed-loop with this controller is
obtained.

In Chapter 3, the linearized ARZ traffic flow model with boundary disturbances is derived
by making use of coordinate transformation and linearization around the equilibrium. Using
backstepping transformation to map the linearized ARZ traffic flow model into an iISS target
system, we obtain a full-state feedback controller. We use the backstepping method to derive an
observer-based output feedback controller to alleviate the congested traffic resulting from traffic
breakdown. Finally, the optimization problem is discussed and the results of numerical simulations
are provided.

Chapter 4 presents the derivation of an extended multi-type AR traffic flow model in the
characteristic form and proves the iISS of the target system which has a source term of integral
form and a PI boundary control for rejecting disturbances. Moreover, a controller implemented
by ramp metering is designed to robustly stabilize the heterogeneous traffic system by applying
the backstepping method to the multi-type vehicle traffic model.

In Chapter 5, extending the control problem of the linearized multi-type traffic system in
Chapter 4, we solve the problem of the stabilization for a multi-type traffic flow system of quasi-
linear PDEs in the congested regime, with disturbances and actuation at the inlet boundary and
capacity drop in the downstream boundary of a considered road segment. The controller which is
designed for the linearized system by backstepping method is applied to locally stabilize the quasi-
linear system around a nonuniform equilibrium. The iISS of the quasi-linear system is derived by
making use of the Lyapunov method to analyze the iISS of the target system, which is mapped
into the quasi-linear system by a backstepping transformation.

In Chapter 6, considering the context of pandemic dynamics, an extended model is derived
from the classical pandemic SIRD model and the rationale behind the model is explained. We
present the parameters optimization problem and estimate the effect of lockdown strategies. From
the calibration of parameters for each region in France, we derive the pandemic start date of
regions. A network model of pandemic transmission between regions is introduced and the network
simulation is implemented. By using the same model as the pandemic network of regions in France,
we simulate the pandemic network of all cities in France.

Some conclusions and perspectives end this manuscript.

So far, there are several papers published and reviewed as follows:

e Lina Guan, Liguo Zhang, and Christophe Prieur. “Optimal PI controller rejecting distur-
bance for ARZ traffic model”. In: 59th IEEE Conference on Decision and Control (CDC).
2020, pp. 5665-5670;

e Lina Guan, Christophe Prieur, Liguo Zhang, Clémentine Prieur, Didier Georges, and Pascal
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Bellemain. “Transport effect of COVID-19 pandemic in France”. In: Annual Reviews in
Control 50 (2020), pp. 394-408;

Lina Guan, Liguo Zhang, and Christophe Prieur. “Optimal observer-based output feedback
controller for traffic congestion with bottleneck”. In: International Journal of Robust and
Nonlinear Control 31 (15 2021), pp. 7087-7106;

Lina Guan, Liguo Zhang, and Christophe Prieur. “Optimal Boundary ISS Controller for
Heterogeneous and Congested Traffic”. In: Automatica (2021), under review as a Regular
Paper;

Lina Guan, Liguo Zhang, and Christophe Prieur. “Stabilization of Heterogeneous quasi-
linear Traffic Flow System with Disturbances”. In: IEEE Transactions on Automatic Control
(2022), under review;

Lina Guan, Christophe Prieur, and Liguo Zhang. “State observation for Heterogeneous
quasi-linear Traffic Flow System with Disturbances”. In: Mathematics of Control, Signals,
and Systems (2022), under review;
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Notation

Let us conclude this chapter by providing the notation used in this manuscript. The set of positive
real numbers is represented by R+g.

C" is the set of continuous functions, and C! is the set of continuously differentiable functions.
A function belongs to the set C? if the first and second derivatives of the function both exist and
are continuous. If the derivatives f(™ exist for all positive integers n, the function is smooth or
equivalently, belongs to the set C'*.

max(S) is the maximum value of all the elements in S if S is a set.

Oy f and 0O, f respectively denote the partial derivatives of a function f with respect to the
variables ¢t and z. f’ denotes the first derivative of a function f with respect to the variable z,
and f denotes the first derivative of a function f with respect to the variable ¢.

For a function ¢ = [p1,...,¢n]" : [0,L] x [0,4+00) — R", we define the following norms, the
L'-norm

L
lelironmn = [ (o€ 81+ +lonle.0) de,
the L2-norm
I 3
llellL2(0,0)rm) = (/0 (p1(& 1) +"-+¢i(€,t))d§) ;
the L°°-norm
H@HLOO((O,L);]Rn) = max{”‘PlHLm((O,L);R)v Sy ”SOnHLOC((O,L);R)} )

the H'-norm

Nl=

L
H‘PHHl((OL);R”) = </0 (||<P||2L2((0,L);Rn) + ||80x||2L2((0,L);Rn)) d93> )

and the H2-norm

[N

L
el zz(0,0):rm) = (/0 (|\<P||2L2((0,L);Rn) + leallz0,0)mm) + ||<pzzH%2((O,L);R”)) dx)

R™ denotes the set of real n-dimensional column vectors. R™*! denotes the set of real n x I
matrices. 0,x; denotes the n x [ zero matrix. I, is a n-dimensional identity matrix. D,, denotes
the set of n-dimensional diagonal matrix. D, denotes the set of n-dimensional diagonal matrix in
which the main diagonal entries are positive.

The n-dimensional column vector is represented as M = [Ml My - Mn]—r7 where the
argument M; (i = 1,2,...,n) is a scalar or a column vector. The diagonal matrix is represented
as M = diag{dy,ds,...,d,} with the diagonal entry d; (i = 1,2,...,n). The block diagonal
matrix is represented as M = diag{M;, Ms,...,M,}, and the block matrix is represented as

My Mz - My,

Moy Moy -+ My,

M = , where the main diagonal argument M; (i = 1,2,...,n) and the

Mnl Mn2 T Mnn



12 Chapter 1. Introduction

argument M;; (4,7 = 1,2,...,n) are matrices. [M]; ; denotes the entry of matrix M in the i-th
row and the j-th column. {Mij}mgignz,llgg‘glz denotes a matrix consisting of the entries of matrix
M in the rows from ni-th to ns-th and the columns from [;-th to ls-th.

M~ denotes the inverse matrix of a square matrix M. M T denotes the transpose of a matrix
M. M\(M) is the set of all the eigenvalues of a matrix M, and |A\(M)]| is the set of absolute values
of all the eigenvalues if M is a square matrix.

The symbol * stands for a symmetric block in a matrix.
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Control of homogeneous linearized
traffic without bottleneck
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A perturbed distributed parameter model is used, and a boundary control is designed to reject
the perturbations. More precisely an optimal tuning PI feedback control law is computed to
maximally reject the disturbances and stabilize the traffic in a congested regime. The disturbance
applies at the boundary of the linearized ARZ model. Therefore the disturbance operator is
unbounded, rendering the control problem very challenging. To analyze and design the optimal
tuning PI controller for this infinite-dimensional system, the L5 gain is computed to estimate
the disturbance rejection. Numerically tractable conditions are computed and written with linear
matrix inequalities (LMIs). As a result, the estimation of an upper bound of the £ gain, from
the disturbance to the controlled output, can be formulated as an optimization problem with LMI
constraints. The validity of this method is checked on simulations of the nonlinear ARZ model in
a closed-loop with this optimal tuning PI controller.

This chapter has been published in [GZP20].

2.1 Linearized ARZ traffic flow model

The Aw-Rascle-Zhang model is a typically local second-order macroscopic traffic flow model com-
posed of the following continuity and acceleration equations:

Dupla, 1) + Du(o(a, Opla, 1)) = 0, (2.1)

Ouw(a, ) + (vl 1) — ol O ol 1) Do, 1) = VALED D), (22)

with an independent space variable x in (0, L) on a road section of length L, and an independent
time variable ¢ in [0, 00). As the locally aggregated quantities, the traffic density p(x,t) is defined
as the number of vehicles per unit length at time ¢, and the mean speed v(z,t) is the average speed
of the vehicles passing the location x for a fixed time interval. With the maximal free flow speed

13
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v¢ and the maximum density p,,, the inequalities 0 < v < vy and 0 < p < p,, hold. The speed
adaptation time 7 is a constant and corresponds to the inverse of agility. In the previous model,
the equilibrium speed V,(p) is the speed-density relation given by Greenshield’s model in [BD+35]
as

p
Vi) = (1- ). (23)

Pm
The speed adaptation term or relaxation term located on the right side of the equation (2.2) de-
scribes the mean acceleration of the vehicles in the local neighborhood for reaching the equilibrium
speed.

The traffic pressure p(p) is an increasing function of density defined as, with a positive constant
s

.
p
blo) = vs = Vilo) = oy (L) (24
Pm
The constant - represents the reflection of the driver to the increasing density and can be tuned
to get the realistic traffic pressure p(p). For simplicity of analysis, v = 1 is chosen. By defining
w=v+ ;—f p as a new variable representing the traffic "friction" or drivers’ property [FS13] and
transporting with the vehicle velocity in the traffic flow, the fully nonlinear system (2.1)-(2.2) is
changed into the following quasi-linear system, for all z € [0, L], ¢ € [0, c0),
v —w(x,t
Oww(x,t) + v(x, t)0pw(z, t) = fi(), (2.5)
T
v —w(x,t)
Ov(z,t) + (2v(z,t) — w(z,t))0pv(z, t) = —-——. (2.6)
T

In (2.6), the propagation velocity 2v —w > 0 stands for the weak interactions between the vehicles,
the traffic wave propagates with the traffic flow (downstream) at this characteristic velocity in free
traffic. Usually, the propagation velocity of the traffic wave is slightly less than the average free-
flow vehicle speed in free traffic. Reversely, the characteristic velocity 2v — w < 0 represents the
traffic waves moving against the traffic flow (upstream) in congested traffic due to the reaction
of the drivers to their respective leading vehicles. In this study, we take into account the control
problem of perturbation in congested traffic situations.

Denote by (w*,v*)" in C*([0, L]; R2) a equilibrium of the system (2.5)-(2.6) such that 2v* (z) —
w*(z) < 0for all x € [0, L] on a stable and inhomogeneous road (with speed and density gradients).
Note that it depends on the space variable x and the corresponding density is p* = Z—': (w* —v*).
)T h

The deviations from the system states (w,v) ' are defined as @" = w — w*, 7" = v — b*, then the

quasi-linear deviation system is obtained, for all « € [0, L], ¢ € [0, c0),

~h h(~h ~h ~h ~h o &"(z,1)
" (x,t) + AT (@™, 0", 2)0,0" (z,t) + 0" (z, t)w™ (x) + =0, (2.7)
T
~h h(~h ~h ~h ~h ~h o &" (x,t)
" (1) + AS(@", 0", 2)0,0" (x, t) + (20" (,t) — &" (2, ) v*'(z) + — = 0, (2.8)

with two characteristic velocities

A'f(fuh,ﬁh,x) = Eh(x,t) + v*(x),

AB(Eh " ) = 20" (2, t) — M (x, t) + 207 (2) — w* (z),

where AR(@" " x) > 0, ARG, ", x) < 0.
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Figure 2.1: Traffic flow in a freeway segment.

An uniform equilibrium of the system (2.7)-(2.8) is considered in this chapter, define w* = vy
and select the constant v* such that 2v* — w* < 0, then the following linearized ARZ model can
be derived, for all z € [0, L], t € [0, 00),

2] ot 3 e et ] et 29)

where the constant characteristic velocities A = v*, —A! = 20* —w*. We want to maximize going
through traffic at the inlet as in [PGO06], then, according to the flow conservation at the inlet (see
Figure 2.1), we have, for all ¢ € [0, 00),

Qi +2(1) +7(t) = p(0,8)v(0,1) < Qmaz, (2.10)

where @7, denotes the equilibrium inflow at the upstream boundary, p — 0 is the unknown
disturbances of inflow serving as exogenous variable (externally given model input) depending on
time ¢ and satisfying 0 < Q% + p(t) < QM (QM® is the flux limit of the incoming road), and
0 <r < QN (Qnne is the flux limit on the on-ramp) is on-ramp metering. Because of the
capping strategy in [MACI12| for ramp metering, if the total flow QF, + p(t) + r(t) exceeds the
flow limit Q.4 of the main road, it is capped to this value Q... by the access traffic light, so a
queue of n waiting vehicles forms at the on-ramp. As long as 0 < n < 44, the ramp metering is
active restricting the ramp flow to r = max(0, Quas — (@, + D(t))). The speed at the inlet v(0, -)

and the density at the inlet p(0, -) satisfy 0 < v(0,-) < vy and 0 < p(0,-) < pp,.

A system can be precisely controlled by only tuning the proportional gain, but PI control
strengthens the stability in the presence of disturbances. In control engineering, the PI controller
is mainly used to improve the stability property of the controlled system. The following PI
boundary feedback control law is introduced, for all ¢ € [0, o),

t
1) = Qi + e (L) = p7) 4 ks [ (olLur) = ) o (2.11)
0
t
o(L,t) = v + kpa(0(0,£) — v*) + ko / (0(0,0) — v*) do, (2.12)
0
where Q7,,, > 0 denotes the equilibrium on-ramp flow at the segment boundary upstream, and
it satisfies Qj, + Qy,,, = p*v*, here density p* is given by p* = ’;—’;(w* —v*). The inflow speed
v(0,-) and the outflow ¢(L,-) are measurement outputs, so the outflow density p(L,-) = a(L.)

v(L,")"
The inlet on-ramp metering r and the outlet variable speed 0 < v(L,-) < vy are boundary control
inputs. The coefficients kp1, k11, kp2, ko are proportional and integral tuning gains.
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Let p = p — p*, then (2.11)-(2.12) can be rewritten as, for all ¢ € [0, ),
t
T(t) = Q:mp + kplﬁ(L, t) + k1 / ﬁ(L, J) dO’, (213)
0

t
(L E) = kpad®(0,4) + ki / (0, 0) do. (2.14)
0

Combining feedback control laws (2.13)-(2.14) with (2.10) and linearizing, the following boundary
condition can be attained, for all ¢ € [0, c0),

t
p(t) + kp1p(L,t) + kn / p(L,0)do = v*p(0,t) + p*o™(0,t). (2.15)
0
Getting rid of the high order terms, we deduce from (2.13) and (2.15), for all ¢ € [0, c0),

5"(0,8) =00, 1) + 2L 5(0, 1)

Pm
5(t ok k k t
_upt) (1 _ ”fp*) (0, ) + L5 1) 4 U0 / p(L,0)do
PmU PmU PmU mV 0
(1) k ko [ " kpik
:%(3+%ah(L,t)+%f/ &"(L, o) do + <1— L M) (0, 1)
DV v v Jo pmv v
kpik krik b
_( p1*12 L ki *P2>/ 70, 0) do. (2.16)
v v 0

Combining (2.14) and (2.16) together for the system (2.9), the following PI boundary feedback
controller can be derived, for all ¢ € [0, c0),

~h ~h t [~h
w (Oat) h Y (L7t) h w (L7U)
~ =Kp |~ K — 2.1
[Uh(L, t)] P L)h(O’ t) + 1 0 ’Uh(O, 0’) do + e(t), ( 7)
where
A kpr 1 _ vip" _ kpikps n knn —kpikjo—kpikpo
Kh — o* PmU* v ) K = | v* v*
r 0 kpso ! { 0 kr2 }
5(6) T
are respectively proportional and integral tuning matrices, and 0(t) = | %2 0| . is an external

PmV*

disturbance input vector. Assume the tuning parameters k;; and kjo are different from 0, so that
the matrix K7 is invertible.

Letting R(z,t) = (@"(z,t),9"(x,t)) T, for all ¢ in [0,00) and all = in [0, L], system (2.9) and
(2.17) can be rewritten as

O R(z,t) + A", R(z,t) = MR(x,1), (2.18)

Rin(t) = KRRy (t) + K7 / t Roui(0)do 4 6(t), (2.19)
0

0
0 )

Rin(t) = @"(0,1),2"(L,1)) T, Rout(t) = (@"(L,1),2"(0,1)) .

where

A" = ding{\, —NL}, M= {

RICRE

The disturbance must be constrained by an upper limit of energy to avoid the boundlessness of
the state and output. As in [TPSJ05], assume that the energy of time-varying disturbance vector
6 is limited in L? space by a constant positive value §" such that

|‘9(t)||£2+||é(t)||z:g_( / 0T<o>9<a>da)2+( | " @ito)do 0. (220

2 1
< il
> Vo
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2.2 Finite-gain L, stable and £, gain

As stated in [KGO2], the definition of finite-gain £y stable and L5 gain are given as follows.

Definition 2.1
If there exist non-negative constants k and g such that

||y||52 < k”uHﬁz +9 (221)
for all w in L? space, where u and y are respectively the system disturbance input and controlled

output, and g is a function of the initial condition, then the system is said to be finite-gain Lo
stable and has Lo gain less than or equal to k.

Let
t
X(t) :/ Roui(0) do + KV 710(1), (2.22)
0
where ¢ in [0, 00), then
X(t) = Rour(t) + KV 710(1), (2.23)
and (2.19) is rewritten as
Rin(t) = K}zRout(t) + K?X(t) (224)

Consider the initial conditions

_ [@"(@,0)] _
R(z,0) = [Eh(x,O)} = Ro(x), (2.25)
and
X(0) = KM 7'0(0) = KV gy, (2.26)

where Ry(x) in L?(0, L), z in (0, L) and 6y in R?.

It is important to note the finite-gain Lo stability of the system and to compute the £, gain
from (0,0)T to Ry, or an upper bound of it. The following theorem presents the theoretical
sufficient conditions for system (2.18), (2.23)-(2.24) to address this problem.

Theorem 2.1
Considering the system (2.18), (2.23)-(2.24), if there exist positive constants pn and 1), a diagonal

matriz Pl in R?*2 a symmetric matriz P} in R?*2 and a matriz P} in R?*2 such that for all x
in [0, L],

oy 9, Qo
* QSQ Qg?) 02
* * Q§3 Q§4
* * * QY

QF = , (2.27)
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where

Oy = p|A"PF (2) — MTP (x) — Pl ()M,
Q}1L2:Q}114:*P§L7

Q}ILB = _MTP;7
1 nT 1 T
o = - (e K TIANPER AP+ LD TR,
1 1
0 =~ (e KDTINP RS+ KTINRE - 0P 4 TRTRE) < .
h L (L )T Ak ph b WT ki ph . pWT Ak | LT pon
Q33:_f VKA PR + KA P+ Py AT K +EKI K7 |,
QZ}SL4 = 7P2ha
1
Qb =—1I
44 L 2,

with |A"| = diag{\¥, A&}, PP(z) = Pldiag{e*L=%) et} null matriz Oy and identity matriz I
are in R?*2, and

[Plh Py

, P{L] >0, (2.28)

then for all initial conditions (2.25) and (2.26), and 0(t) satisfying (2.20), the system (2.18),
(2.23)-(2.24) is finite-gain Lo stable and the Ly gain from (0,0)7 to Ry, is less than or equal to
v/nm for a positive constant m depending only on K}l.

Proof. The following candidate Lyapunov function is defined, for all « € [0, L], ¢ € [0, c0),

e xon- [P P 3] (]
- / ' R (z, )PP (x)R(x,t) dz + / ’ (RT(x, HPEX () + X T ()P T R(a, t)) dz
0 0

+ LX T ()P X (t). (2.29)
One can observe that from
Amin - (B, X) T2, < VMR, X) < Amax - (R, X) T2, (2.30)

h h
1 P3

P
with Apin (the minimal eigenvalue of matrix [ . Ph]) and Apax (the maximal eigenvalue of
2

_ [ertpl PP
matrix

PA ), the positive semi-definiteness of V" is guaranteed by (2.28).

The time derivative of V" along the solutions to system (2.18), (2.23)-(2.24) is written as
follows, for all ¢ € [0, ),

Vh =V} + Vi + V, (2.31)
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with
Vi = / ' ((OiR(w, 1)) TP (@) R(x,t) + R (x, )P} (x)0 R(w, 1)) da, (2.32)
0

M L . .
Vi = / (@R, )TPEX () + RT (2, ) PEX () + X T (P Ra,t) + X T ()PS9, R(x,1)) da,
0
(2.33)
Vh = LXT(#)PEX(t) + LX T () PX(2). (2.34)
Using (2.18) and performing an integration by parts in (2.32), the following result is achieved, for
all t € [0, 00),

L

Vi == BT (2, )AMPR (@) Ra, )|+ / R (A"P{Y (@) + MTPL (@) + Pl ()M ) R(z,t) da
0

0
=R (0,t)A"PI(0)R(0,t) — RT (L, t)A"P}(L)R(L, t)

L
+/ R (x,t) (—p|A"[P} (x) + M TP (z) + PP (x) M) R(x,t) dx. (2.35)
0
Previous equation (2.35) can be rewritten as, for all ¢ € [0, c0),

‘h _pT
Vl _Rout

(1) (KD TIN PR — |AM|PL) Rowr(t) + e RE, (KT I P K] X (1)

out

+ e X T (KT AP K Ry () + e X T () KT A Pl K] X (1)
L
+/ R (z,t) (—p|A"MP(z) + M TP z) + Pi(2)M) R(z,t) dz. (2.36)
0

From (2.18) and (2.23), the following result can be derived from (2.33) by using an integration by
parts, for all t € [0, ),

L
Vi = (R (e A PEX (1)~ XT(0)PE)T A R(, 1))

. 0
+ [ (BT @ 0P Rou®) + BT (@ )PIEL 7 000)
0

+ (K 0) TPV T R(x, ) + RL, () PV T R(z, 1)

out

+ R (2, )M P X (t) + X T () PV MR(a, t)) da
= (RT(0,t) — RT(L, 1)) A"PlX(t) + X T (£) PV T A" (R(0,t) — R(L, 1))
L .
[ (BT @O Rous®) + BT @ 0 PR (000 + B, (0P R, )
0
+ (EDo)) TP TR, t) + R (2, )M T PEX (1) + X T () PV T MR(x, t)) dz. (2.37)
Previous equation (2.37) can be rewritten as, for all ¢ € [0, c0),

; T
Vi = (KB Rous(t) + KPX(1)) |AMPEX () — R],(6)|A"| PRX(¢)
+ X T () PO TIAM (KB R () + KPX () — X T (6) PSVTIA" Roue (t)

L
i / (BT (2, ) P Roue (1) + Ry ()PSVT R(w,t) + RT (2, )M T PEX(6) + X T ()P4 MR(w, )
0

+ R (z, ) P(ED (1) + (K}”*lo’(t))TP?f”TR(a;,t)) dz. (2.38)
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From (2.23), for all ¢ € [0,00), we can convert (2.34) into

V) = LRI, (OPEX(t) + LKV 0(t) TPEX (t) + LX T () Pl Rous () + LX T (1) PHE D 1(1)).
(2.39)
Then from (2.36), (2.38) and (2.39), the following result can be derived, for all ¢ € [0, c0),
Vit %R;(f)Rm(t) — 0T 0 — 0T (K HTEY )
R(z,t) 7' R(z,t)
L
Rout (t) h Rout (t)
< _/0 X Q X | Ao (2.40)
KWWt KW (1)
where Q" satisfies (2.27). Thus, for any 6 satisfying (2.20), for all ¢ € [0, c0),
Vh < f%R;(t)Rm(t) T (0 + 67 () (EDOHT KO 6(e). (2.41)

By integrating the both sides of the previous inequality (2.41) over the interval [0,¢], one can
derive that, for all z € [0, L], t € [0, ),

/ Vh(R(r.0). X (o)) do
<_f/ R} (0)Rin( )da+m/ 0" (o )da+m/t9T(U)é(a)do, (2.42)

where m = max{1, Apax((K; K\~ 1)TK(1 )} Then from V*(R, X) > 0, for all x € [0, L], ¢
[0,00),

/R n(0)do < V" (Ry(z), +77m/ 0" (o da+nm/ 0" (0)0(0)do. (2.43)

Using the inequality o + 3% < (a + 8)? for non-negative numbers o and 3 and taking the square
roots, one obtain that from (2.20), for all x € [0, L],

|Rinlea < \/nV*(Ro(w), X()) + yimma(loll . + 18]l .) < \/aVH(Ro(@), X(0) + 1/ 5, (244)

where the bias term /nV"(Ro(x), X(0)) < vNAmax|(Ro(), X(0)) 7|z, depends on the coeffi-
cients 77, Amax (depends on pu, see (2.30)), the initial conditions Ry(z), and X (0). Therefore the
coefficients n and p determine the attractive domain of the closed-loop system with respect to the
initial state. Note that from (2.20) and (2.44), if Ro(xz) =0, « € [0, L], and 6y = 0,

. nm
1Rinllc. < im0l z, +19llz.) < /5 (2.45)
Therefore, the system (2.18), (2.23)-(2.24) is finite-gain L, stable and has £5 gain which is less
than or equal to /nm. O

2.3 Numerical studies

2.3.1 Optimization

The smaller value of the £y gain, the stronger the capacity of disturbance rejection is. In order to
maximize the capacity of rejecting disturbance, based on Theorem 2.1, the following optimization
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problem is considered to estimate Lo gain,
min
P PR P
subject to relations (2.27) and (2.28). (2.46)

2.3.2 Simulations

In order to seek the optimal values of parameter matrices K%, K7 through the numerical simulation
of optimization problem, we consider a road segment with parameters p,, = 213.3veh./km, vy =
160km/h, L = 1km, and 7 = 60s. The initial conditions are, for all z € [0, L],

p(x,0) = p* + 0.8sin 47z,
v(x,0) = v* 4+ 1.8 cos4m,

where the equilibrium (p*,v*)"T = (120,70) T satisfies the ARZ equations (2.1)-(2.2). With given
§" = 0.6 in (2.20), the disturbance p(t) is given as Figure 2.2.

During solving the optimization problem (2.46), given p on the domain (0,0.02] with a step
size 0.001, we search the minimal value (9min) of 7 satisfying (for a discretized version of z with
a step size %) the linear matrix inequalities (2.27)-(2.28) for each discrete quantity of p by using
the "yalmip" package on Matlab. The used function "optimize" which is common for solving
optimization problems on Matlab consists of the chosen solver "sdpt3" (tried several solvers, only
this one can compute), the constraints (2.27)-(2.28), and the objective 7. We derive the curve
of Nmin With respect to the coefficient p on the domain (0,0.02] in Figure 2.3. For the minimum
value of Nyin(= 1.002), p = 0.003 should be selected from Figure 2.3. Moreover, we solve the
optimization problem by computing the best tuning parameters kpq, kps, ki1, kr2, and we get
kp1 = —20, kpo = —0.1, kj1 = =2, kjs = —0.2, and m = 1337.4. So the corresponding parameter
matrices K% and K? of the PI boundary controller in (2.17) are

h —0.2857 —0.3143 h —0.0286 —0.06
Ke=1 "9 ~0.1 ] Kf:{ 0 —0.2}

Under the minimum value of £ gain n (= 1.002), the state (@",7")" of the linearized ARZ traffic
system (2.18) converges to the zero equilibrium in Figure 2.4. That is, the optimal values of the
parameters satisfying the conditions of Theorem 2.1 guarantee the stability of the linearized ARZ
traffic system (2.18). We observe in Figure 2.5 that the state (p,v) of the nonlinear ARZ system
(2.1)-(2.2) exponentially converges to the equilibrium (p*,v*)". The obtained optimal values of
the parameters for the linearized system (2.18) locally stabilize the nonlinear system (2.1)-(2.2).

2.4 Conclusion

In this chapter, the ARZ model has been introduced and an optimal tuning PI boundary controller
has been computed for the homogeneous linearized traffic model without bottleneck. The condi-
tions for finite-gain Lo stability and the computation of the L5 gain were given for the linearized
ARZ system to reject disturbances. Moreover, numerical simulation emphasized the interest of
this controller for the nonlinear model.

In the next chapter, we consider the bottleneck case and we solve an observation problem.
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Figure 2.2: Disturbance p(t).
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Figure 2.3: The curve of 7,y with respect to the coefficient 1 on the domain (0, 0.02].
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Figure 2.4: Evolutions of state variables of the linearized ARZ traffic system (", 2")T in (2.18)
with respect to spatial variable x and time variable t.
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This chapter designs an optimal tuning observer-based output feedback control for traffic break-
down to alleviate the congested traffic using the backstepping method and optimization. The
linearized Aw-Rascle-Zhang model is used to represent the congested traffic dynamics resulting
from traffic breakdown. Based on the factors leading to traffic breakdown, we take into account
the boundary conditions consisting of a boundary with a constant density and a speed drop at the
upstream inlet of a bottleneck, and a boundary with a disturbance of inflow (high traffic demand)
at the inlet of the road segment under consideration. To alleviate the congested traffic, a dynamic
feedback controller is designed at the upstream boundary. By using the backstepping approach,
an observer-based output feedback controller is computed to guarantee the integral input-to-state
stability of the closed-loop system. By establishing an optimization problem and solving it, the op-
timal value of the considered class controller is obtained. The performance of the output feedback
controller is also validated by numerical simulations.

This chapter has been published in [GZP21b)].

25
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3.1 Traffic low system and control problem

3.1.1 Coordinate transformation and linearization around equilibrium

In this section, we perform a change of variables and linearize the model (2.7)-(2.8) around the
nonuniform equilibrium. Define the coordinate transformation

€1 = ’L/Jl((E)ONJh, (31)
€y = ’(ﬂQ(Z‘)ﬂh, (32)

with

for all  in (0, L), then the system (2.7)-(2.8) is rewritten as follows, for all z € [0, L], ¢ € [0, c0),

uer (2, ) + Al (er, €2, 2)0uer (2, 4) + 1 (2)en(x, 1) — fj: 1((;“)) a(@ et =0, (33)
Dyea(,1) + Ab(er, 2, 2)0uen(x, 1) + ca(w)er (x, 1)
00 2D 0 @) - o @ 0) =0, (30
with
Al (er, €2,2) = ¢3! (z)er + 0™ (),
Mier,e2,) = 205" (@)er — 97 ()er +20° () — w0 (2),

(@) = w0 (2 (2 (2,
eo(e) = (1 - v*'<x>) U (en(a).

T

o

From the linearization of the quasi-linear equation (3.3)-(3.4), we can derive, for all € [0, L],
t €[0,00),

with Al = 0* > 0, \b = w* — 20* > 0.

3.1.2 Problem statement

As described in [MAC12], beyond the deterministic factors causing traffic breakdown, high traffic
demand is the most effective ingredient. The disturbances caused by bottlenecks or individual
drivers can not grow and propagate on account of unconditional stability if the traffic load is low
enough. However, in spite of the absolute stability, traffic breakdown will take place with inflow in
excess of the capacity of bottlenecks on the considered road segment. The local capacity reduction
is the decisive attribute in characterizing the obstructing effect of a bottleneck. Furthermore, we
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Figure 3.1: Traffic flow on a road segment with an downstream on-ramp bottleneck.

can not predict the time and location of individual traffic breakdown due to the stochastic and
single-vehicle nature of disturbances caused by individual drivers.

In order to increase the efficiency and stability of traffic flow, we solve the control problem
(in an optimal way that is introduced late precisely) of high traffic demand by ramp metering in
the presence of a bottleneck and disturbances on the road. Considering a road segment with a
constant density at the inlet of the bottleneck, the diagram of the control model is illustrated in
Figure 3.1. To be more specific, the boundary condition at z = L is, for all ¢ > 0,

p(L,t) = p*(L). (3.7)

As described in [PGO06], the interface at the bottleneck plays a key role in the analysis of the
boundary condition at the inlet of a bottleneck. It is a buffer zone for velocity drop (the velocity
in the interface is continuously decreasing from the left boundary of interface to x = L). The
value of the velocity limit v(L, -) is derived from the constant density p*(L) and the measurement
of the flux ¢(L, ) at the inlet of a bottleneck.

We want to maximize going through traffic at the inlet as in [PGO6], so on the basis of the
conservation of vehicle flows, the boundary condition with disturbances caused by high traffic
demand at the upstream inlet 2z = 0 can be derived, for all ¢ € [0, c0),

Qir + Qi +UMt) + 9" (t) = p(0,£)v(0,1) < Qs (3.8)

where :ﬁlp, th and p" are same as in Chapter 2, and the control is defined as U"(t) and
would depend only on ¢. The total inflow at the inlet consisting of the total inflow at the ramp

0 < Q:h +UMt) < QMaer (QTe® is the flux limit of the incoming road) and the total inflow at the

rmp

inlet 0 < Qrh +ph(t) < Qe® (QWe® is the flux limit on the on-ramp) is limited to Q%,,., and the
referenced inflow satisfies Q) + Q7% = p*(0)v*(0). Because of the capping strategy in [MAC12]

for ramp metering, if the total flow @} + Qzh  + U"(t) 4+ p"(t) exceeds the flow limit Q. it is
capped to this value Q" , by the access traffic light, so a queue of n;, waiting vehicles forms at the
on-ramp. As long as 0 < ny, < nl (nl . is the limit number of vehicles at the on-ramp), the

ramp metering is active restricting the ramp flow to Q3% +U"(t) = max(0, QL. — (Q;F+p"(1))).
The speed at the inlet v(0,-) and the density at the inlet p(0,-) satisfy 0 < v(0,-) < vy and 0 <
p(0,-) < pm. The difference between the measured speed at the inlet v(0,t) and the corresponding

equilibrium v*(0) > 0 acts as the model output, i.e., for all ¢ € [0, 00),
y"(t) = v(0,t) — v*(0), (3.9)

and the control law U" is implemented by the on-ramp metering at the upstream boundary of
the main road. Ramp metering temporarily reduces the traffic throughput and delays to increase
it to prevent a traffic breakdown and the associated capacity drop. We compute the optimal
gains of controller U depending on the output y” only, so that the system states converge to the
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Figure 3.2: Block diagram of closed-loop control system

equilibrium at the fastest speed, up to a constant depending on the size of the disturbance p”. See
the block diagram of the closed-loop control system in Figure 3.2.

Therefore, from (3.7) and (3.1)-(3.2), the boundary condition at = L may be achieved as,
for all t > 0,

e(L,1) = %el(L,t), (3.10)

with & = 11 (L)y *(L). The following linearized boundary condition at 2 = 0 is derived from
(3.8), for all ¢ € [0, c0),

61(0, t) = q1€2(07 t) =+ q2 (Uh(t) + ﬁh(t)) ’ (311)
with ¢, — 2m(82(,00;*(0)’ G = pmz.i(o).

We reformulate the previous control problem as follows. We seek the optimal parameters of
an observer-based output feedback control law upstream of a considerate road section in order to
remove or weaken the effect of high traffic demand and stabilize the linearized ARZ traffic flow
model. Inspired by [VKC11]|, [Cor+13], but using different backstepping transformations due to
different boundary conditions, we can design a new observer-based output feedback control law.
Firstly, we derive a full-state feedback control law with kernels from the backstepping transfor-
mation mapping the original system to an integral Input-to-State Stable (iISS) target system.
Roughly speaking, a system is said to be iISS if there is an estimation of the impact of the integral
of the input (in our case, the disturbance p") to the state, and to prove that this input-to-state
map is stable. An observer is designed to observe the states of the linearized ARZ traffic flow
system. The precise observation to the states of the original system is guaranteed by the analytic
expressions of injection gains which are obtained by the backstepping transformation mapping
the error system (derived by subtracting the state-observer system from the original system) to
the same target system. Finally, the optimal parameters of the observer-based output feedback
controller are derived by solving the optimization problem with the objective function, defined as
the highest rate of exponential convergence.
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3.2 Full-state feedback controller

The main results of this chapter are the iISS of a target system with PI boundary conditions and
the design of a full-state feedback controller through backstepping transformation.

3.2.1 Target system

Firstly, we introduce a target system, for all z € [0, L], t € [0, ),

Ora(z, )+ )\h(x)a az,t) = (3.12)
(0, ): (O,t)—s—k:lhn(t), (3.14)
B(L,t) = %a(L,t), (3.15)
where k" € R\ {0} is an integral tuning parameter, and
n(t) = /t (8(0,5) —a(0,s)) ds + i(Jzﬁh(t)- (3.16)
(O a0 dot gy

According to the following theorem, the target system (3.12)-(3.16) is integral input-to-state stable
for L2-norm.

Theorem 3.1
Assume there exist positive constants u, 0, p1, P2, Pa, q3, qa and constant ps such that for all x
in [0, L],

MMM
M, = * Mfz M125 >0 (3.17)
* * Mf’S

]‘[11 p e—;,LL 1 Qe;th

Mi? =0,
pP3 e
M13 = 23 )
1 2K

3Q4L
M = —pig§ +pa — T|p3|(1 —q1)?,

) 1
MP = —piqikl + %n) - *p4L(1 —q1),

3qsL 1
M = g = Skl + (0= m (k! = 2 || o)
}{)2 ];LS
[Azp(f) ”ﬁf”] >0, (3.18)
2X% (z) 2
no g3l 4
m (k1 B kT’ Q2) >y (3.19)




Chapter 3. Observer-based output feedback control of homogeneous linearized

30 traffic with bottleneck
> ! (3.20)
" N@y '
and
|ps| 0 0

Hp2 — 2q4)\§(aj)2 - ,\gﬁ) ke mf(gm) 50 3.9]
wps _ _Ops m kho—as |1 _ Opa ’ (3:21)

4 27l () Paky = 5 | kF | 92P4 5

Then there exists positive constants Q1,b1 such that, for any zo = (a(-,0),3(-,0),17(0))" in
L?((0,L);R?), and for any p" such that p* € C°[0,00), the solution z = (o, 3,m)" to the sys-
tem (3.12)-(3.16) satisfies, for all t >0,

t
l2C, OlIZ2 < Qre™lz0l|72 + bl/o p*(s)ds. (3.22)

Remark 3.1
Some observations follow

e From the inequality condition (3.19) in Theorem 3.1, it follows that the parameters m and
k! have the identical sign, i.e., mk > 0.

e Note that the first term at the right-hand side of inequality (3.22) is continuous, decreasing
with respect to t and converging to zero as t goes to infinity. Since by > 0, the second term
is increasing and tends to the L? norm of p". That is, the integral input-to-state stability of
system (3.12)-(3.16) holds, by following the terminology of [DEY00] and [MI15b].

Proof. The following candidate Lyapunov function is proposed for the purpose of analyzing the
stability of the homogeneous system (3.12)-(3.16),

T
L [a(z,) a(z, )
Wh:/ B(x,-)| P(z)|B(z,)| do =W+ Wi+ Wi+ W (3.23)
0 . .
n(-) ()
with )
n@C " 0 o
P(x) = * %e’” %67 , forallz €0, L],
* * %4
where
e
Wh=p / ——a?(z, ) du, 3.24
1 1 0 )\}17'(1') ( ) ( )
W= [ g a (3.25)
=P2 Nho\ x,-)dr, .
? 0 Ag(x)
L ubx
Wi =pan() [ =Bl d (3.26)
0 /\}zl(ﬂf)
L
wh =220, (3.27)

Taking account of inequality (3.18) with p; > 0,A\(z) > 0, for all z € [0, L], the following
inequality holds for all 2 in [0, L],
P1 e—px 0

M@ 0 3.28
D2 Pﬁp;l n > U ( . )
* M@ 22 ¢
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Using Schur complement with py > 0, P(z) is symmetric positive definite for all x in [0, L].
Therefore,

L
)\min : (/ (042(1', ) + 62(3,', )) dr + L772()>
0
<wh
L
< Amax (/ (QZ(‘I:? ) + 52(1:7 )) dz + LT}2()> ) (329)
0

where Amin = mingejo, 2] A(P(7)), Amax = maxgep,z) A(P(x)). In the previous equation, A\(P(x))

is the eigenvalue of P(z) and Amin > 0, Amax > 0. From (3.16), one can derive, for all t € [0, 00),
i(t) = B(0,t) — (0,t) + 7 q2d(t). The time derivatives of (3.24)-(3.27) along the solutions to the

system (3.12)-(3.16) are computed using integration by parts in (3.24)-(3.26), Young’s inequality
n (3.26), for all t > 0,
h L e MHx
Wi = 2p1/0 Wa(m,t)ata(%t) dz
L
= —pra®(z,t)e ‘””’0 ,upl/ o?(x,t)e " dx
0

L
2
=p (qlﬂ((),t) + kfn(t)) —pre (L, t) — upy / o?(x,t)e " dz, (3.30)
0

2p2/ /\h B(x,t)0:B(x, t) da
L
= pQﬁQ(x,t)e’”|§ — ,upQ/ B%(z,t)e” dx
0

L
- %GMLOZQ(Lvt) - p252(07t) - Mp2/ 52(%”6#:6 dl’, (331)
0

px

= pan(t /)\h( B(z,t) dz + pan(t //\g B (x,t) dx

1 . L o5 .
D3 <ﬂ(0,t) —a(0,t) + kihqzﬁh(t)> /0 % Bz, t)dz + psn(t)p(x,t)e 2

L
~Son(t) [ (.0 da

<‘“L| (1= 40)B(0. ) — Kl(t) + = qui" (1) - L I/L (e t)d
- — k; — — b (T T
> P3 q1 5 2 1 k'f’ qa2p 2(]4 P3 0 Ag(z)Q 5

i L
+pge—77(t)oz(L,t) —pan(t)5(0,t) — gpgn(t)/o Bz, t)e? dx,
< 0L ) (1 02200+ K0+ 1pad0) + il [ i)
s M e
+p37n(t)a(l’at) - an(t)6(07t) - 5])37’](75)/ B(.’I),t)@ 2 dl‘, (332)
0

Wl = (1= qpaLn()(0,0) — KEpa L (1) + g aopa ()5 (1)

< (1= q1)paLn(t)B(0,t) — k'psLn*(t) + L klh @paLp?(t). (3.33)

3

1

2
QpsLn”(t) + —
opa L (t) 50

1
kb
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Using (3.30)-(3.33), for all t > 0,

’ a(L,-) ’ a(L,-) L [a(z,-) N alz,-)
Wh<—ow" — |50, M |p(0,) —/ Bz, )| MY (z)|p(x,-)]| dz
n(-) n() O L n) n(-)
3quL (2)—-2 1|1 h
+ (2 |ps|k; q§+@ W @paL ) (), (3.34)
where M; is given by (3.17) and for all z € [0, L],
A(z) BT (x)
M) () —
MY () [ Blx) ¢ | (3.35)
with
_ _bps — T 0
P T €
A(:L') - <,u 1 Al(z)> |ps| Op2 z |’
0 (“m T 2aA(@)? AQ(z)) e”

QT

Bo=[o (e - ) %]

_Opa
q2P4 5

Therefore, using the Schur complement of C' in M (x) and (3.19), for all z in [0, L], MM (z) > 0
holds if and only if

) q
C:m<p4k£_3 kh

2

Mll(aﬁ) M12(.’17)

A(z) — BT (x)C7'B(z) = [ . M22(m)} >0

(3.36)

with

9102
M22 — _ ‘p3‘ _ nx
(=) (“”2 2@ M) )

— m( kh_qﬁi| )_eﬁ o @_ 0p3 26‘“"
P4R; B sz q2P4 D) 1 2)\3(33) .

Inequality (3.36) holds if and only if the conditions (3.19)-(3.21) are satisfied. Thus using (3.17),
if MW (z) > 0, for all x € [0, L], holds,

Wt < —OW" 4 ayp2 (), (3.37)

with a; = 2L [pg k(P g3 + 5L | &
(3.16), for all ¢ € [0, 00),

gopsL > 0, and thus along the solutions to the system (3.12)-

t t
W < e M Wh(z) + ale_gt/ P2 (s)e’ ds < e P"Wh(20) + al/ P"2(s)ds. (3.38)
0 0

ai

Combining this relation with (3.29), there exists positive constants ; > ;\\m—é",bl > % such
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that, for all ¢ € [0, 00),

L
/0 (02(z, 1) + B2(z,1)) da + Lo’ (t)

IN

IN

(e o [ 72(s) as)

)\min

o t
= /\nllin (e_et Amax - (/0 (a2(x,0) +B2(x70)) d$+L772(0)> +a1/0 P (s) ds)

L t
< Qe f (/ (a?(z,0) + B*(z,0)) dm+Ln2(0)> +b1/ "% (s) ds, (3.39)
0 0

completing the proof of Theorem 3.1. O

3.2.2 Backstepping transformation and control law

In this section, a backstepping transformation is introduced to map the original system (3.5)-
(3.6) into the target system (3.12)-(3.16). Consequently, we obtain the kernels in the introduced
transformation by the kernel equations and the control law stabilizing the original system (3.5)-
(3.6) by the mathematical expression involving these kernels.

As in [Cor+13], consider the backstepping transformation, for all z € [0, L], ¢ € [0, c0),

L L
a(m,t):q(x,t)—/ Gll(x,f)el(g,t)df—/ G (x,&)ex(€, 1) dE, (3.40)

L
ﬂ(z,t):eg(x,t)f/ G (x,&)er (€, 1) dE — / G2 (x,8)ex(€, ) dE, (3.41)

where G (z,¢), G*?(x,€), G* (2, €) and G**(z,€) in L2((0, L)% R) are kernels in the triangular
domain Ty = {(m,f) ER?[0<z<E¢L L}.

Take time derivative and spatial derivative on the backstepping transformation (3.40) and
(3.41), and substitute them into the target system (3.12)-(3.16) to get the following equations and
boundary conditions of the kernels G1t, G2, G*! and G?? from the original system (3.5)-(3.6) in
the triangular domain T;. The kernels G'!, G2, G?! and G*?? should satisfy the following kernel
equations, for (z,¢) € Ty,

A} ()0 GM (2, €) + A (DG (x,€) = =AMV ()G (x,€) + e2(§) G (2, €), (3.42)
N (2)0:G" (2, 6) — N3 (£)0: G (1, ) = A ()G (,€) + e1(§) G (, €), (3.43)
Ny ()0, G (x,€) — A} ()G (x,€) = M ()G (x,€) — e2(§)G* (2, €), (3.44)
A (2)0:G% (2, 6) + N5 (£)0:G* (1, £) = =N (§)G* (2, €) — e1(§) G (, ), (3.45)
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and the boundary conditions

11 _ ML) o
G"(z,L) = K;? (L)G (z,L), (3.46)
12 _ c1()
21 _ ca(z)
G (z,x) = — IBESUE (3.48)
KD
G**(z,L) = /\’\,211((;)) G*'(x,L). (3.49)

The well-posedness of the kernel equations (3.42)-(3.49) and the boundedness of kernel vari-
ables follow from a coordinate change (z,€&) — (L — &, L — x) and an application of Theorem A.1
in [Cor-+13] in the triangular domain Ty = {(L — ¢, L —2) e R} 0 < L — ¢ < L — 2 < L}. There-
fore, for system (3.5)-(3.6), the following control law can be deduced, for all ¢ € [0, c0),

h

Uh(t) = ’i/ (€2(0,5) — 10, 5)) ds

q2 Jo
h t L
w2 [ (60,0 - 610.9) a6 ) + (67(0.6) - G20.9) calé.s)) de ds
L

+ l ( <G11(07 f) - q1G21(0, 5)) 61(57 t) + (G12(Ov 6) - q1G22(07 5)) 62(57 t)) dé€.

q2 Jo
(3.50)

Under the assumptions in the Theorem 3.1, the target system (3.12)-(3.16) is integral input-to-
state stable. Thus, using the invertibility of backstepping transformation, the original system
(3.5)-(3.6) is iISS in the L%-norm with the control law (3.50).

Obviously, from (3.50), the practical implementation of the feedback control law needs the
knowledge of the full state (e;,e2) " over the whole spatial domain [0, L]. From (3.9), the output
under coordinate transformation is, for all ¢ € [0, c0),

Y (t) = €x(0,1). (3.51)

In the next section, the knowledge of the full state (e, ¢e2) " in the control law U” can be provided
by a boundary state observer that uses the output y” in (3.51) with a boundary measurement of
v(0,-) only. The kernels G**(0, &), G*2(0,¢), G?(0,€) and G?2(0,€), &€ € (0, L) can be derived by
solving the kernel equations (3.42)-(3.49). Through choosing an appropriate value of k?, the iISS
of original system (3.5)-(3.6) is guaranteed with the control law (3.50).

3.3 Observer design and output feedback controller

From (3.9), we note that the output y” can be obtained by the measurement of inlet speed v(0, -)
of the considered road segment. In order to observe the state (ej,ez)", a boundary observer
is designed as in [VKC11]| by constructing the system with the output injection terms: for all
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z €10,L], t €[0,00),

Opér (1) + M (2)061 (2, 1) + 1 (2)éa(z,t) = r(x) (yh(t) —&(0,1)), 3.52
Opéa(z,t) — )\g(ac)éxeg(m,t) + co(x)ér(z, t) = s(x) (yh(t) —é(0,1)), (3.53)
é1 (07 t) = L]1€2(0, t) - LZ /0 (yh(T) - €2(Oa T)) dT + qQUh(t)a (354)
& (L, t) = %él(L,t). (3.55)

In the previous equations, €; and é; are the observation of the state variables €; and ey, the terms
r and s are the output injection gains, and L; € R\ {0} is an integral tuning parameter. To reject
perturbation to guarantee the convergence of the observed state to the real state, an integral term
is added to a boundary condition of the observer. We design the boundary conditions of the
observer system (3.52)-(3.55) such that the mathematical expression of injection gains r and s are
as simple as possible.

The objective is to use the backstepping transformation to find 7 and s such that (é,é,)"
converges to (e1,e2)'. The error system can be obtained by subtracting the observer system
(3.52)-(3.55) from the original system (3.5)-(3.6) and (3.10), (3.11), for all z € [0, L], ¢ € [0, 0),

&1 (z,t) + M (2)0,¢1 (1) + 1 (x)E (2, 1) = —r(2)&(0,1), (3.56)

Orea(x,t) — M (2)0uea(x,t) + ca(x)Er (2, 1) = —s(x)&(0,1), (3.57)

21 (O, t) = qng (0, t) + Ll tgg (0, T) dT -+ quh (t), (358)
0

(L t) = %a(/:,t), (3.59)

where € (x,t) = e1(x,t) — é1(x,t), and € (x,t) = ea(x,t) — éa(x, t).

In order to guarantee the iISS of the error system (3.56)-(3.59), the target system (3.12)-(3.16)
is mapped into the error system by using the backstepping transformation, for all € [0, L],
t €10, 00),

alnt) = alz,t) + /O " P (2, 6)ale, 1) de + /0 " 25, 6)B(E, 1) de, (3.60)
&(x,t) = Bz, t) + /0’” F? (2, &)a(E, 1) dE + /Oac F22(3,£)B(€,t) dE, (3.61)

where the functions F%(z,¢) in L2((0, L)% R), i, j = 1,2 have to be determined in the triangular
domain T = {(2,£) e R? |0 < ¢ <z < L}.

Differentiating the transformation (3.60) and (3.61) with respect to ¢ and z, substituting the
results into the error system (3.56)-(3.59) and using the equations of the target system (3.12)-
(3.16), the following kernel equations and boundary conditions of the kernels F1*, F'2 F2! and
F?? can be derived in the triangular domain T, for (z,¢) € T,

A} ()0 M (2, €) 4+ AP ()0 FM (2, €) = =A(&) FM (2, €) — ea (2) F* (2, €), (3.62)
N (@)0, F' (,6) = My (£)0e F' (2, £) = N3 (§) F 2 (, ) — ca () F?(, ), (3.63)
A3 ()0, F?H (,€) — AL ()0 P (x,€) = M (&) F* (2, £) + ca) M (x, ), (3.64)
A3 ()0, F? (2, €) 4+ N5 (§)0e 22 (2, €) = =M5 (&) F**(,€) + ca(2) ™2 (2, €), (3.65)
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with the boundary conditions

FYN(L, &) = kF?Y(L,€), (3.66)
F2(z,2) = —m, (3.67)
F2 (z,x) = Wﬁ% (3.68)
F2(L,¢) = %FlQ(L,g). (3.69)
The injection gains are, for all 2 in [0, L],
r(z) = N (0)F2(z,0) — <1 - ]j;‘h> A 0)FY(z,0), (3.70)
s(x) = M3 (0)F*(2,0) — (1 - lfh) M (0)F (2,0), (3.71)

where the kernels F1(z,0), F12(z,0), F?(z,0) and F??(x,0) are the solutions to the kernel equa-
tions (3.62)-(3.69). The well-posedness of the solutions to kernel equations (3.62)-(3.69) is guaran-

teed by the Theorem A.1 in [Cor+13] in the triangular domain Ty following a coordinate change
(,8) = (L—¢& L—u=)

Based on the reversibility of the backstepping transformation, it is straightforward to prove
the iISS of the error system (3.56)-(3.59) in the L? sense through studying the stability of the
target system (3.12)-(3.16). To be more specific the following result proves, under appropriate
assumptions, that adding an exponentially decreasing function of the initial condition, and the
integral of the disturbance p" provides an overbound of the L2-norm of the state. See (3.73) below.
This is a way to describe the impact of the integral of the disturbance p” on the state. To derive
such result, let for all ¢ € [0, 00),

() = /0 (0, 7) dr + L g (8). (3.72)

Theorem 3.2

Under the assumptions of Theorem 3.1, consider the system (3.56)-(3.59), and the functions r and
s respectively determined by (5.70) and (3.71), where F*'(z,0), F*2(z,0), F?!(z,0) and F?*(x,0)
(x € [0,L]) are obtained from (5.62)-(3.69), the equilibrium €, = ¢3 = 0 is iISS in the L* sense,
that is there exists positive constants Qo,by such that, for any (¢1(-,0),e(-,0))" in L2((0, L); R?),
and for any p" such that p" € L%[0,00), the solution (¢1,¢2,7)  to the system (8.56)-(3.59) and
(3.72) satisfies

L
/0 (1(z,t) + &(x, 1)) dz + Lif(t)

L t
< Qpett ( /O (@(2,0) + S(x,0)) de + Ln“Q(O)> by /0 2(s) ds, (3.73)

for allt > 0.

Since the transformation (3.60)-(3.61) is invertible, the dynamical behavior of (3.56)-(3.59) is
the same as the behavior of the target system (3.12)-(3.16). Under the assumptions of Theorem 3.1,
the target system (3.12)-(3.16) is integral input-to-state stable in the L? sense. Thus the iISS of
(3.56)-(3.59) is obtained from the invertibility and linearity of the backstepping transformation,
in other words, (3.73) holds.
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Moreover, on the basis of Theorem 3.2, as time ¢ goes on, without disturbance p", the state
components é; and é; of the solutions to the observer (3.52)-(3.55) go to the real values €; and es.
Therefore, the following observer-based output feedback controller is proposed by combining the
full state feedback law (3.50) with the observer (3.52)-(3.55), for all ¢ € [0, 00),

" _ﬁ t his)—eé s s
v <t>—q2/0 (¥"(s) — €1(0,5)) d
mL ’ H 21 ¢ 12 22 R
+q72/0/0 ((G (0,5)_(; (Oaf))61(f7s)+(G (0’5)_(;’ (Q@)Q(f,s))d&ds
L
+qi2 ; ((G”(O,f)—tth(O,S)) é1(&,t) + (G™(0,8) — 1G*(0,¢)) eQ(g,t)) de,

(3.74)

where é; and é are computed from (3.52)-(3.55), the kernels G'1(0,&), G2(0,&), G*1(0,€) and
G?2(0,¢), € € (0, L) are computed from the kernel equations (3.42)-(3.49).

Combining Theorem 3.1 and Theorem 3.2, the following result can be derived, when closing the
loop with the output feedback controller (3.74). The separation principle is used to prove the iISS
of this closed-loop system.

Theorem 3.3

Under the assumptions of Theorem 3.1, for any (e1(-,0), €2(+,0),€1(+,0),€(-,0)) " in L2((0, L); R*)
in R, the observer-based output feedback controller (3.74) makes the equilibrium of the system
(3.5)-(3.6) and (3.10), (3.11) and the error system (3.56)-(3.59) iISS in the L* sense, that is
there exists positive constants Qs,bs such that along the solution to (3.5)-(3.6), for any p" such
that p" € L?[0,00), it holds, for all t in [0, 00),

L L
/ (@ 1) + Ea. 1)) dz+ Ln*(t) + / @ (1) + E(a, 1)) dx+ LR (1)
0 0
L L
< Qgeat</ (€1(2,0) + e3(,0)) dx+Ln2(O)+/ (3 (2,0) + €(z,0)) dx+L?7Q(O)>
0 0

+ b3 /O t P2 (s) ds. (3.75)

Proof. The following candidate Lyapunov function is proposed, for all « € [0, L], ¢ € [0, o0),

W =W; + Ws, (376)
where
_ T _ _
L [e(z,t) e1(z,t)
Wy = / o@t)| P |e@)| d (3.77)
O L () | L () |
_ T _ _
L [&(z,t) e1(x,t)
WQ :/ gQ(iL’,t) PQ(.’E) EQ(Z,t) d.’E, (378)
O L ) L n(t) |
with
M@e 0 0
Pj(z) = * /\Zj(i) eh® 2;’3"})6% , j=1,2, forallzx € (0,L).
j4



Chapter 3. Observer-based output feedback control of homogeneous linearized
38 traffic with bottleneck

From Theorem 3.1 and the invertibility and linearity of the backstepping transformation, for
the system (3.5)-(3.6) and (3.10), (3.11), there exist positive constants p11, p12, p14, C,a1,b and a
constant py3 such that for all ¢ € [0, 00),

Wi < —0W, + a1p"2, (3.79)

and

L
/0 (€1 (x, 1) + e3(2, 1)) dz + L (t)

L t
< Ce? (/0 (€1(z,0) + €3(,0)) dz + Ln2(0)> + b/o P2 (s) ds. (3.80)

From Theorem 3.2, the iISS of the error system (3.56)-(3.59) guarantees exact observation of the
state €; and ey of the system (3.5)-(3.6) under the assumptions of Theorem 3.1, i.e., there exist
positive constants pa1, pas, P24, as and a constant po3 such that

W2 < —0Wsy + agﬁhQ. (381)

and (3.73) hold.

According to the separation principle, and the inequalities (3.79)-(3.81), the Lyapunov function
W for the output feedback closed-loop system consisting of the original system (3.5)-(3.6) and
(3.10), (3.11) and the error system (3.56)-(3.59) satisfies

W = Wl + W2 < —O0W + (a1 + az)ﬁh27 (382)
Then for Q3 > max{Qs, C}, b3 = b+ b, one can derive the following result from (3.73) and (3.80),

for all ¢ € [0, 00),
L L
/ (@ 1) + Ea1) dz + Ln*(t) + / @ (1) + Z(a.1) dz + LR (1)
0 0

L L
< Qa@‘”( /O (1(2,0) + €3(2,0)) da + Ly*(0) + /0 (€1(z,0) + &(x,0)) dw+Lﬁ’2(0)>

+ b3 /0 t P2 (s) ds. (3.83)

Therefore, it is proved that with the control law (3.74), the equilibrium €; = €3 = 0 of the system
(3.5)-(3.6) and (3.10), (3.11) is iISS in the L? sense. O

3.4 Optimal tuning controller and numerical studies

3.4.1 Optimal tuning controller

In order to seek the optimal tuning control law U" in (3.74), the following optimization problem
for the maximal 6 can be considered to derive the optimal value of k*:

max 6
subject to u, 8,1, D2, 4,93, 94 > 0,and (3.17)-(3.21) for all = € [0, L]. (3.84)

Checking the constraints above requires dealing with the matrix inequalities that are not directly
numerically tackled due to the products between unknown parameters. The parameters k%, 11, 6, m
can be given through line search methods, and the other variables p1, pa, p3, p4 can be derived by
solving LMIs. We discretize the spatial variable z on the domain [0, L] to solve finite LMIs.
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Remark 3.2

The parameters k', i and 6 have effects on the iISS of the target system (3.12)-(3.16) in terms of
the matriz inequalities. The parameter kI serves as the integral tuning parameter at the boundary
x = 0 of the target system (3.12)-(3.16), and it is the key parameter to determine the iISS property
in the L? sense. The positive constant p is involved in the exponent or power of the exponential
terms of the Lyapunov function that is proposed to analyze the stability of the target system (3.12)-
(3.16). It has also an effect on the condition number of the matriz My in (3.17). The parameter 6
is the exponential rate of convergence of the target system (8.12)-(5.16), the error system (3.56)-
(3.59) and the closed-loop system (3.5)-(3.6). The higher 6 is, the faster the closed-loop system
(3.5)-(3.6) converges. Selecting the fitting parameters kP, i, and 6 is done by three independent
line searches and three different loops.

3.4.2 Simulations

In order to illustrate the performance of the proposed controller (3.74) in stabilizing the system
(3.5)-(3.6) around the equilibrium, numerical simulations are done in this section. Given p", w*, v*,
compute controller for the linearized system (3.5)-(3.6) and simulate the nonlinear model. For
simulations, we illustrate by rush hour the traffic demand p" serving as an exogenous variable for
the traffic flow model that varies on time scales.

1 O T T T T

emax
~
T
1

4 1 1 1 1
25 30 35 40 45 50
k;

Figure 3.3: The curve of maximal § with respect to the coefficient k! on the domain [25, 50].

For numerical simulations, the traffic parameters of a local road section under considera-
tion are chosen as in [ZPQ19]: L = 1km, vy = 150km/h, p,, = 200veh./km, 7 = 60s,
p(t) = 420e1% (veh./h), t € [0,00). The update for each time step is computed in a two-
stage Lax—Wendroff scheme (LeVeque, 1992). More details on applying the scheme to AR-type
traffic models can be found in Yu, Gan, Bayen, and Krstic (2020). The equilibrium is chosen as
p*(z) = 120—0.5z (veh. /km), v*(x) = 70—0.5z (km/h), = € [0, L] which leads to the characteristic
speeds A = 70 — 0.5x, and A} =20 +0.125z, = € [0, L], then ¢; = —0.2857, g2 = 0.0107, ¢3 = 1,
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Figure 3.4: Evolutions of state variables of error system (¢y,¢2,7) " in (3.56)-(3.59) with respect
to spatial variable x and time variable t.

qs = 1, kK = 2.2487. The initial conditions are defined as, for all = € [0, L],

p(x,0) = p*(x) + 0.5sin4dnx,
v(z,0) = v*(x) + 1.8 cos 4.

During solving the optimization problem (3.84), given k on the domain [25,50] with a step length
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Figure 3.5: Observer-based output feedback controller U"(t).

1, we search the maximal value (0,.x) of 6 satisfying (for all discrete quality of x with a step size %)
the linear matrix inequalities (3.17)-(3.21) for each discrete quantity of k? by using the "yalmip"
programme on Matlab. The used function "optimize" which is common for solving optimization
problems on Matlab consists of the chosen solver "sdpt3", the constraints (3.17)-(3.21), and the
objective 8. We derive the curve of maximal § with respect to the coefficient k! on the domain
[25,50] in Figure 3.3. It is checked in this figure that the larger k! is, the larger is 0. given by
(3.84). This figure can be used to compute the best performance, given an amplitude constraint
on k. Choosing the control gain k! = 35 in (3.50) and (3.74), u = 0.6, and m = 0.1, we get
0 = 7,p1 = 10.6524,p; = 15.966,p3 = 0.0059,p, = 564.0186, so that (3.17)-(3.21) hold. The
integral tuning parameter is set L; = 5 in (3.59), and using the method described and the code
attached in Appendix F.2 of [AA19], the values of kernels G!', G2, G?!,G?? are derived from
numerical computation of the kernel equations (3.42)-(3.49) and the values of F*! 12 p2l 22
are obtained from the numerical computation of (3.62)-(3.69). Different from the previous research
giving the explicit formula of backstepping transformations that can be used to deduce the explicit
solutions of kernels, the numerical solutions of kernels in the general formation of backstepping
transformations can be derived using [AA19].

The iISS of the error system (3.56)-(3.59) can be seen in Figure 3.4. The evolution of the
output feedback controller U" given by (3.74) is given in Figure 3.5. From Figure 3.5, we notice
that the value of control input U" could be negative and converge to zero because the physical
control input jSfnp—FUh locally stabilizes the system and is "close" to the equilibrium control input

;ff‘np. Thus the physical control input satisfies the positive constraint. In Figure 3.6, the state of
the closed-loop system (2.1)-(2.2) with the output feedback control converges to zero equilibrium.
This numerical result is consistent with Theorem 3.3. By comparing Figure 3.6 and Figure 3.7,
it is obvious that the observer maintains the exponential convergence performance of the closed-
loop system (2.1)-(2.2), and it is also capable of observing the full states of the system only by
one boundary measurement as described earlier. Figure 3.8 gives the numerical simulations of
the nonlinear ARZ traffic model in a closed-loop with the controller that is computed with the

linearized model. It is obvious that the designed observer-based output feedback controller for
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Figure 3.6: Evolutions of state variables of original system (e1,€2) " in (3.5)-(3.6) with respect to
spatial variable z and time variable t.

the linearized ARZ traffic system stabilizes the nonlinear system in the same way. Moreover,
comparing the convergence speeds in open loop (nearly 0.4 hours in Figure 3.9) and in closed-loop
with the optimal tuning controller (nearly 0.2 hours in Figure 3.8), we check that the system
(2.1)-(2.2) converges to the equilibrium with the fastest speed using the designed optimal tuning
controller.
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Figure 3.7: Evolutions of state variables of original system (e1,€2) " in (3.5)-(3.6) with respect to
spatial variable z and time variable t.

3.5 Conclusion

The stabilization of the homogeneous linearized Aw-Rascle-Zhang (ARZ) congestion traffic flow
model with an unknown perturbation at the upstream boundary and a bottleneck at the down-
stream boundary was considered in this chapter. A full-state feedback controller was designed
to stabilize the linear part of the nonlinear ARZ model. By designing an exponentially conver-
gent observer that only needs to measure the upstream boundary state, an output state feedback
controller and the iISS were achieved. Only the upstream inlet vehicle velocity was measured for
the design of the control law and the unpredicted perturbation was rejected by designing proper
injection gains for the observer.
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Figure 3.8: Spatial and time evolutions of state variables of plant system (p,v)" in (2.1)-(2.2) in

In the next chapter, we design a controller to reject disturbance for the heterogeneous linearized
traffic flow system with a bottleneck at the outlet boundary.
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Figure 3.9: Spatial and time evolutions of state variables of plant system (p,v)" in (2.1)-(2.2) in
open loop.
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This chapter studies an optimal tuning boundary control law for a heterogeneous traffic flow
model with disturbances to alleviate the congested traffic. The macroscopic first-order N-class
Aw-Rascle traffic model consists of 2N hyperbolic partial differential equations. The vehicle size
and the driver’s behavior characterize the type of vehicle. There are m positive characteristic
velocities and 2N — m negative characteristic velocities in the congested traffic after linearizing
the model equations around the equilibrium depending on the spatial variable. By using the
backstepping method, a controller implemented by a ramp metering at the inlet boundary is
designed for rejecting the disturbances to stabilize the 2N x 2NN heterogeneous traffic system.
The developed controller written as a proportional integral control is derived from mapping the
original system to a target system with a proportional integral boundary control rejecting the
disturbances. The integral input-to-state stability of the target system is proved by using the
Lyapunov method.

This chapter has been submitted for publication in [GZP21a].

4.1 Traffic low system and control problem

In this section, the multi-type AR traffic flow model and the interpretation of crucial parameters
are presented. The preparations for designing the controller are also done including the trans-
formations of states and the linearization around a nonuniform equilibrium. On the basis of the
control problem to be solved, the corresponding boundary conditions are derived.

47
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4.1.1 Multi-type AR traffic flow model

Extending the homogeneous traffic model in (2.1)-(2.2), we investigate the multi-type AR traffic
flow model in [MR17] that describes the dynamics of heterogeneous traffic consisting of N vehicle
types on a road segment with the length L,

Opi(z,t) + Oy (pi(x, t)vi(;mt)) =0, (4.1)
01 (v, 1) + pi(A0(p))) + il )0, (sl £) + pi(Aofp))) = LS AD U )

Ti

with the independent space variable x € (0,L) and the independent time variable ¢ € [0, 00),
where ¢ is the index of vehicle type with ¢ = 1,2,..., N, p;(z,t) and v;(z,t) are respectively the
density and velocity of vehicle type i. Additionally, the density p;(z,t) is defined as the number of
vehicles passing the road section per unit length, and the velocity v;(x,t) is defined as the average
speed of vehicles passing location x in unit time. The relaxation time 7; of vehicle type i is subject
to the driving behavior, the variable Ao(p) is the area occupancy, the area occupancy Ao(p) is
formulated as

.
a'p

A = —, 4.3

ofp) = (13

where a = (ai,as,...,ay)" (a; is the occupied surface per vehicle for type i), p =

(p1,p2,---,pN) ", and W is the width of the road segment. Area occupancy Ao(p) describes
the percentage of road space that is occupied by all the vehicle classes on the considered road

section. In the physical sense, 0 < Ao(p) < 1.

For the heterogeneous traffic, the traffic pressure function p;(Ao(p)) of vehicle type ¢ is an
increasing function of the area occupancy Ao(p) as follows (see [BYK21]),

Yi
pi(Ao(p)) = vM <AO(I€I)> . i=1,2,....N, (4.4)
Ao;

where the free-flow velocity v and the maximum area occupancy 0 < AoM < 1 of vehicle type
i respectively describe the maximal velocity in the free regime and the maximum percentage of
occupied surface in the congested regime, if there is only vehicle class ¢ on the road. With the
free flow speed v and the maximal density pM, 0 < v; < oM, 0 < p; < pM hold. As described
in the paper [BYK21], the constant 7; > 1 is the pressure exponent of the vehicle type i that can
be tuned to get realistic traffic pressure p;(Ao(p)).

The equilibrium speed-Ao relationship of vehicle class i (= 1,2, ..., N) is given by Greenshield’s
model in [BD+35] as

Vool = = o)) = (1= (4242) ). (145)

There is a negative connection from the decreasing function V, ;(Ao(p)) describing the desired
velocity of the drivers to the crowded degree.

4.1.2 Linearization of multi-type AR traffic flow model

Inspired by the case "2 vehicle classes" in [BYK21], the multi-type AR traffic model (4.1)-(4.2) is
linearized around a nonuniform equilibrium

*

= (3, 07,03, 03, ., pivs o) T € CL([0, L) R2V),
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where pf, v} satisfy, for ¢ =1,2,..., N,

vipy" 4+ pivy’ =0, (4.6)
Ve,i(Ao(p*)) — vf
vivy' +uip; = = (Aole™) ~vi (4.7)

Ti

with p* = (p,p3,-..,pk) " . From (4.6), note that pfv} = d; with the given constant d; and the
given value for pf(0),s = 1,2..., N. Assume that there exists a physical case p; > 0,v} > 0, for
all z € [0, L] satisfying the above equations (4.6)-(4.7) as in [BC17] for a class of physical 2 x 2
hyperbolic systems.

Denoting ¢ = (p1, 01, p2, 2, - - -, pn, On) " € H([0, L] x [0,00); R*N) with p; = p; — pf, Ui =
v; —vuf, 1 = 1,2,..., N, the system (4.1)-(4.2) is transformed to the following equation, for all

)

xz €10,L], t €[0,00),
A(U)0u (x,t) + B(0®)0,u’ (x,t) + C(a®)u(z,t) = 0, (4.8)

where, for i,57=1,2,..., N,

Au(ue) Alg(ae) AlN(ue)
A(ae) _ A21(ﬂe) A22:(’Ee) AQN(ﬂe) ,
AN1.(17 ) AN2.(ﬂe) Ann(u®)
with
L.‘l( | ﬂ i j =1,
AU (ﬂe) _ uop ;
, it g £,
[51] (p) ]
Bi1(u®)  Bia(u®) Bin(u®)
B Bo1(u®)  Baa(u®) Bon (u®)
B(Ue) = : )
Bn1(u®) Bpa(u) By (u®)
with
v +vf pi + pi if j =
By (i) — (s + 'Ug)éii(p) ?(J)z + v
if j #£1
(3 + )05 (0) o] SR
and
Cn(ﬂe) Clg(ae) ClN(ﬂe)
_ Ca1(u®)  Coa(u®) Caon (u®)
C’(ue) == . )
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50
with
*/ */
Yi Pi if =i
C..(u) = [éézl(p) + v;ko-ii(p)p;d 7—% + v;d + Efcvzl 5zk(P)PZ/] , ’
1 (u) = 0 0
) ) Lol i
+0i5(p) + v oii(p)p; 0

Therein, for 7,5,k =1,2,..., N,

vMra; (Ao(p vi—l
9i(p) = Bp,pi (Ao(p)) = AOMW; < AO(M)> )

. . vMrya; (Ao(p* 71
B (07) = 0y (o)) = S (S0 )

) oy _ oM = Daga; (Ao(p*)\ "7
Tikj(p*) = 0, 0:5(p") = (AOMW)2 ’ ( AoM ) ’

Because of the invertibility of A(@°), i.e., |A(u®)| # 0, we transform and linearize the system (4.8)
around the nonuniform equilibrium «*, then for all ¢ € [0, 00), 2 € (0, L), the linearized system is

derived with p* = (p%, p5,...,pk) " as follows, for all z € [0, L], t € [0, 0),

O’ (z,t) + F(u™)0u’(x, t) = G(u*)u(z,t), (4.9)
where, for 7,7 =1,2,..., N,
Fu(u*) Flz(u*) e FlN(U*)
Fgl(u*) FQQ(U*) e FQN(U*)
F(U* = . . . . )
Fyi(u*)  Fna(u®) Fyn(u*)
with
I
* Uy — P; 04\ P
Fij(u®) = 0 0
(v = v})diz(p*)  —pj0ij(p*)
and
Gu(u*)  Gia(u") Gin(u”)
Ggl(u*) GQQ(U*) G2N<u*)
G(U = . )
GNl(u*) GNQ(U*) GNN(U*)
with
v;! oy’ }
| £:8ii(p") + vioua(p" )y = 8ualp™ o}’ + o+ Xl s S0 |
Gij(u*) = =0

0 0 e
159 * * kY k! ), %7 s\ x/ |7 if J 7/: (8
_,Tll)ij(P ) + ] U'ij(P )Pj - 51‘]’(/’ )Uj _5ij(P )Pj
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Inspired by [Zha+06], the characteristic polynomial Py (characteristic variable A) in this chapter
is analyzed as follows,

PQN()\) = |)\_[2N — F(u*)|
=A=01)(A=2) - (A= gan—1)(A — dan)

X1+<1_1>._.< 1 1)
A—d1 A—¢2 A—Pon—1  A—an

(1 — ¢3) (3 — ¢5) - - (Pan—3 — Pan—1)(Pan—1 — ¢1)>7 (4.10)
with ¢1 = v], g2 = v] — pio11(p*), ¢3 = v3, ¢4 = v3 — p5022(p*), ..., Pan—1 = Vi, Pan =
v — PNONN(p*). Assume that ¢1 > P2 > ¢3 > g > -+ > Pan_1 > Pan, then

Pon(ds) <0, i=1,2,...,2N, (4.11)
Pon(d1 4+ ¢34+ -+ + pan—1) > 0, (4.12)

and there is a constant a;, 1 = 1,2,3,..., N — 1, on the domain ¢2; > a; > ¢2,41 such that
PQN(G,Z') > 0. (413)

By using the intermediate value theorem, (4.11), (4.12), (4.13) imply that the polynomial Psx(\)
has 2N — 1 distinct positive eigenvalues A1, Ao, A3, A4, ..., Aoy _1 such that

Q1+ @3+ F PaN_1 >AM > P1L > P> A > a1 > A3 > P3 > Py > A > a > As > 95
> > doN—3 > Pan—3 > Pan—2 > dan—2 > an—1 > dan—1 > pan—1 > 0. (4.14)

From (410), note that if A < mln{2¢3 — ¢1, 2¢5 — ¢3, . 52¢)2N—1 — ¢2N—37 2¢2N — ¢2N—1}7 then
it holds

Py (A) > 0. (4.15)

Therefore, if ¢pony < 0, there is a negative eigenvalue —Ayny on the domain 0 > ¢ony > —Aony >
min{2¢3 — ¢1,2¢5 — ¢3,...,2¢0aN-1 — Pan-3,202n — dan—1}; if day > 0, there is a negative
eigenvalue — Ao on the domain 0 > —Aon > min{2¢s — ¢1, 205 — @3, ..., 2dan—1 — Pan—3, 202N —
¢an—1} under the following conditions

Pon(0) =102 - - - pan—102n + (P1 — ¢2)(¢3 — P4)
o (Pan—1 — Pan)(P1 — ¢3)(P3 — ¢5)
o (Pan—3 — Pan—1)(dan—1 — ¢1) < 0. (4.16)

By the analysis of (4.15), we note that under the condition (4.16), there is not less than one negative
eigenvalue (congested traffic), if 0 > min{2¢3 — ¢1,2¢5 — @3, ..., 2d0an—1 — dan—3, 202N — PoN—1 }-
If 0 < min{2¢3 — P1,2¢5 — P3, . . ., 202N -1 — Pan—3, 202N — d2n—1}, all the eigenvalues are positive
(free traffic). The analysis of eigenvalues in this chapter is the generalization of the case N = 2
in [BYK21].

The hyperbolicity of the system (4.9) is clearly discussed as above, ie., for all u* €
C([0, L]; R?Y), the matrix F(u*) has 2N real distinct eigenvalues different to zero. Given 2N
eigenvalues

AT>AL > > A >0> =A0 1 > > —Agy, (4.17)
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of F(u*), A\¢ € CY([0,L];Rs0), i = 1,...,2N, that does not depend on ¢, and assuming that the
congestion mode is kept along the trajectory, we denote by m the number of positive eigenvalues.
We get that 2N — m is the number of waves against the traffic flow (upstream) in the congested
traffic due to the reaction of the drivers to their respective leading vehicles, and due to the high
value of Ao(p). In order to alleviate the traffic congestion, we thus compute the 2N —m boundary
conditions reducing [[Ao(p)||L=(0,z)r)- Due to (4.3), it’s done by controlling the sum of the
states. Because of ||Ao(p)||= < C||Ao(p)|lgr with a positive constant C, we will study the
scenarios 2N —m > 1 in the H' sense in this chapter. The two-type vehicle case is investigated
in the paper [BYK21|, where m = 3, N = 2. With an invertible transformation matrix T €
CL([0, L); R2V*2N) whose columns are the corresponding right eigenvectors of 2N eigenvalues,
by using the transformation w = T~1u € H([0, L] x [0, 4+00); R?N), the linearized system (4.9) is
rewritten as, for all z € (0,L), t € [0, +00),

Ow(z,t) + A% (x)0pw(z,t) = M°(x)w(x, t), (4.18)
where

A¢ = diag{A",-A"} € C*([0, L]; Dan),

AT =diag{\}, \S, ..., 0% ) € CH([0, L]; DY),

AT = diag{/\fn—i-l? /\76n+27 DR} SN} € Ol([oa L}; D;_N—m)7
Me® = T7'G(u*)T € CH([0, L]; R2N*2N),

Then, the following definitions are given for the subsequent analysis and investigation,

|A¢| = diag {AT,A™} € C'([0, L]; Dy y),
Ae, = dlag {)\?7 KRN )\frlu 7)‘7612,—9—17 EERR 7>\§lj\f} € CO([07 L]7D2N)7

(AT) = diag{\{, )Y, ..., 9} € C°([0, L]; D),
(A_)/ = diag{)\fr/hq, %+2> cey )‘S/N} € CO([07 L]; D;me)’

where A\ (i =1,2,...,2N) is the derivative of A with respect to the spatial variable x.

4.1.3 Problem statement

The control problem is motivated by alleviating the congestion on a road segment with the distur-
bances at the inlet boundary and the flow restriction at the downstream boundary. For example,
the occurrence of traffic congestion is attributed to the excess capacity of a bottleneck at the
downstream outlet and the high traffic demand (modeled as the disturbances) at the upstream
inlet of the considered road section.

In order to alleviate the traffic congestion, we design a boundary control law to reject distur-
bances for an investigated road segment, on which a ramp metering is installed at the inlet z =0
and a constant density is kept at the outlet x = L,

pi(L,t) = pi(L), Vit € [0,+00), (4.19)

fori=1,2,...,N. Asdescribed in Chapter 3, the constant equilibrium density p} (L) at the outlet
for each vehicle class i is guaranteed by the measurement of flux at the outlet of the considered
road section and the implementation of the speed limit signs in the interface. The diagram of the
control model is illustrated in Figure 4.1.
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*e e
TP Ue(t) Interface  Flow Restriction

7 s\ NP4
pi(0,£)0:(0,1) NTD

*e
in ? » —

0 L
Figure 4.1: Multi-type vehicles traffic on a road with disturbances and flow restriction.

We can derive the following equation based on the flow conservation at the upstream inlet
x =0, for all t € [0, 00),

P1 (0, t)Ul (0, t)

0,)v2(0, ¢
4 ) + Qi+ 00 () = | 00O (4.20)

PN (0, t)'UN (0, t)

where Q;¢ € RY is a vector whose entries are the constant inflow of each vehicle class, and
¢ € CL([0,00); RY) is a vector whose entries are the unknown disturbances of flow rate of each
vehicle class and serves as an exogenous variable depending on the time variable ¢. The actuation
signal vector U¢ € C°([0, 00); R*¥N=™) with a coefficient matrix © € RV*2N="(R) is implemented
by the on-ramp metering at the upstream boundary of the considered road segment. The matrix
O is the control matrix describing the impact of the control input to the flow of each vehicle class.
We want to maximize going through traffic at the inlet as in [PG06], then the total inflow at the

inlet consisting of the total inflow at the ramp 0 < [1 1 ... 1](Qe,, +U*(t)) < QT (Q”
is the flux limit of the incoming road) and the total inflow at the inlet 0 < [1 1 ... 1] (Qix +
Pe(t)) < Q5e® (Q5** is the flux limit on the on-ramp) is limited to the maximum flow Q¢ . >
[1 1o 1 ( ZnJr[)e()JrQrmp+@Ue( )) > 0, and 0 < v;(0,-) < UM 0 < Ao(p(0,-)) <
max{Ao}!, Aoy, ..., Ao)N'}. From (4.6), the nominal on-ramp flux rate Q;¢,, € RV satisfies the
relation

pi(0)vi(0) pi(L)vi(L) d

p5(0)v3(0) p3(L)vs(L) do
Qi Qrmp : - : = : . (421)

P (0)oy(0) pn(L)oy (L) N

The equation (4.21) represents the sum of the inflow Q1¢ and the referenced input on-ramp flux

rate Q77,,, as the referenced input, is equivalent to the equilibrium flow at the inlet and outlet
boundaries of the considered road segment as in [BC11]. Then, (4.20) shows that the control
input is implemented to reject the disturbances p¢. From the physical control input QX

OU(t) = Qrp (1 + %Ue(t)>, we note that because of Q¢

rmp
+ OU¢(t) fluctuating around Q¢

0<1+ Q*P(t) < 2 is around 1, so the control of the multiplicity 1 + GUP( ) is more precise for

rmp rmp

data processing in the engineering application, see the block diagram of the closed-loop control
system in Figure 3.2.

rmp rmp>

From the boundary condition at = L, by combining control laws (4.20) with (4.21) and
linearizing, the boundary conditions are derived, for all t > 0,

AyT©(0,8) = p°(t) + OUC(¢), (4.22)
Bya®(L,t) = 0, (4.23)
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p
Q#e + Q*e
" »(Smp System
U€

Figure 4.2: Block diagram of closed-loop control system

with
Ay = diag{[v{(0), p1(0)],- .-, [Vx (0), piy (0)]} € RV*2N,
. 1 0 1 0 ONx2N
Bl—dlag{[o 0],...,[0 0]}ER .

For the sake of alleviating the congested traffic and preventing the capacity drop, a controller is
designed by using the backstepping approach in this chapter. In the next subsection, a Riemann
coordinate transformation of the state w® is dealt to make the development and analysis of the
controller easier.

4.1.4 Riemann coordinates transformation
By the transformation
Rt -
R= { ] =¥(z)w® x€][0,L], (4.24)

with ¥(z) = diag {U* (), ¥~ (2)},

_TMG)h g [T M)z T L)l
\I}+(1~):diag e ~/O )‘?(3) d e /0 /\;(S) d . e /0 )‘in(s) 4

MO g M Osemsz [ My
U~ (z) = diag 6/0 A1 () ‘ ,6/0 A2 (5) ‘ ,...,6/0 AN (s) ‘

LA

from @® to the new variable R with RT : [0, L] x [0,00) — R™, R~ : [0, L] x [0,00) — R2N=™ we
can derive the following system with a simpler source term in which all the diagonal entries of the
coefficient matrix are zero, for all z € [0, L], t € [0, 00),

O R(x,t) + A°(2)0, R(z,t) = X(z)R(z, 1), (4.25)
Rin(t) = KpRout(t) + To(p°(t) + OU4(2)), (4.26)
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where
N+ ont-
Z = |:E—+ E——:| € 01([07L];R2NX2N)5
R*(0,- oo
RY(L,-
Rout = {R_((O,~))] € L>([0, +00); R?N),
e - 1—‘1 2N x2N
Ky = eR ,
P [ I3 O2Nm><2Nm:|
OQN—mXN
with

T= {eij}lﬁi,jgm S Cl([()’L];Rme)’
E"‘— = {Gij}lgifmm@-l-lgjgzjv c Cl([07L];Rm><2N_m)’
Z_J’_ = {Eij}m+1§i§2N71§j§m S Cl([()’L];RQN—me)’

XU = {Gij}mﬂgigzN,mnggzN € C([0, L]; RN —m>2N=m)y

and €ij € Ol([O,L]),

0, ifj=1
€ij = _ e . .
/ (W] - [M]s; - [®]5 ), if j #1.

There are matrices T; € R™*V(R) and Yy € R2V="*N(R) such that Y;A;T7(0) € R™*™(R)
and Yo AT~ (L) € R2N—m*2N=m(RR) are invertible, we obtain

—(T1 A TT(0) 'Y AT (0),  To= (Y1 A TH(0) 'y,
I3 = U (L)(ToAxT™ (L) ' Yo AT (L) (U (L)) 1,

with Ay = diag {[1,0],...,[1,0]} € RN*2N,
+ 2N xXm
T (O { 13}1<1<2N 1<5<m < R ’
_ 2N X2N—m
T (O _{ 2]}1<z<2Nm+1<j<2N€R ’
T+(L) { 1<i<2N,1<j<m = R2N><m’
2N X2N—m
T (L) { 1<i<2N,m+1<j<2N €R ) ?

and
T = [T(0)]ij, T =I[T(L);.

Since the transformation (4.24) is invertible, the linearized system in density and velocity has the
same stability property as the system (4.25)-(4.26).



56 Chapter 4. Control of heterogeneous linearized traffic with bottleneck

4.2 Controller design

4.2.1 Target system

Consider the backstepping transformations, for all z € [0, L], t € [0, c0),
Z%(x,t) = RT (1), (4.27)

Z(a.t) = R (a.t) - / G (R (€,1) dE / Gx. R (E,6)dE,  (4.28)

where G', G? are piecewise differentiable kernels defined on the triangular domain T =
{(m,f) eER}0<z<¢< L}, that will be defined in Section 4.2.2.

In many papers, the proportional controllers are computed, but in this manuscript, since there
are some perturbation, integral action is needed and thus PI control laws are designed. Inspired
by [Hu+16], the following target system is introduced, for all = € (0, L), t € [0, +00),

L
hZ(x,t) + A(2)0, Z (2, t) = X1 (x) Z (2, 1) +/ Cy(2,8)Z(&,t) dE+k1 (1) Zous (t), (4.29)
X(t) = K§ Zous () + Top®(t), (4.30)
Zzn(t) = K;Zout(t) + X(t)7 (431)
X(t) = Ky /O Zout(0) do +Top®(t), (4.32)
where

Z(x,t) = [?giﬂ . Shi(x) = [W;(x) E"'(‘)(x)} 7

kil _ |:Om><m Om><2N—m :| c Cl([O,L];RZNX2N>7
K1 Oan—mx2N-m

_[Z%(0,1) _ |27 (L1
Zin(t) = {Z(L,t)} » Zou(t) = [Z(O,t)} ’

[t @O . [ Ki Kn
Ci(z,€) = { 0 0 } o K= |:O(2N—7111)><m O(2N—m)><1(22N—m) ’

with K} € Rm™*™m K12 ¢ Rm*2N=m Here k; is a strictly upper triangular matrix, and C*, C~
are given as the solutions to the Volterra integral equations, for all (z,£) in T,

3

C+(:C,£) = EJF*(x)Gl(ac,g) +/ C*(x,s)Gl(s,ﬁ) ds, (4.33)
13

C (0. =2 @6 + [ C (8656 ds. (4:31)

The system (4.29)-(4.32) is considered under the initial conditions,

+(.
260 =20)= | A1), (4.35)
X(0) = Xo = Top°(0) € R*N. (4.36)

The exponential stability for the H!-norm of target system (4.29)-(4.32) is as follows.
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Theorem 4.1

The equilibrium Z(z,t) = 0 of the system (4.29)-(4.32) is integral input-to-state stable for the
H'-norm if there exist positive constants o, qi, g2, q3, qa, diagonal positive-definite matrices
Py, Py € R2VX2N g symmetric positive-definite matriz Py € R2N*2N and o matriz Py € R2NVX2N
such that the following matriz inequalities hold, for all x € [0, L],

(i)
Qf1(z) Qf(x) Qi3(z) 014
e _ * 25, Q§3(x) Q54
0 (z) = . s Qs s, >0, (4.37)
* % * Q5,(x)
where
e el T 2 L L T
(@)= =A(z)P, —aP, — | 3 ()P + P\Xq(x) + n Lvi Loy + q—l + qj Cy (0,2)C1(0,2) |,

Q'f2(ac) = —PgK;—Plle(J)),
Q¢ (x) = —AY(x)P3 — aPs — %] (x)Ps,
Qil = 07

1 1 1
932 = ZE2P1 - ZK}%TElle[% - ZK;TELPALK;,
1 1
Q% () = —ZK;TElPl -7 (K§' My + M) — K§T P~k (z)Ps,
[ 1 € €
24 = _ZKITE1P4KP;

1 1
53 = _ZE1P1 7 (My + M) = aP3 — oL Loy,

Q5, =0,
e 1 1 el e 1 T
944(1‘) = *E2P4 — 7KP E1P4Kj3 — 7k1 (x)k‘l(x),
L L qa
with
i [ATOPST AR [FAYDRT —AT()R
e el T Lot aor ]
Pt ={Ps}i<ij<m, P = {Ps}1<i<mm+1<j<2N,
Pyt = {Ps}imti<i<oni<j<m, Py = {Ps}mi1<i<oN,mt+1<j<2N,
By = disg{A* (0, A~ (L)}, Ey  ding{A*(L), A~(0)}.
v1 = max (A(Py)), vo = max (|J\(Ps3)]),
(i)

M(z) = (-A(a) = alan) Pr ~ (S (@)Pa + Pu1(0) + (L + )iy + - CT 0,2)C1(0,2)) 20,
(4.38)
with vs = max (A\(Py)) .

In other words, there exist positive constants by, ¢, such that, for every Zy € H*((0,L); R?N),
Xo € RV, and for any p° such that p¢ € C°[0,00), the solution Z € C°([0,00); H*((0, L); R2Y),
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X € C%[0,00); R2N) to the Cauchy problem (4.29)-(4.32), (4.85)-(4.36) is defined on [0, 00)x [0, L]
and satisfies

t
1ZC Ol + X O < ere™ ([ ZollFn + 1 Xof?) + bl/ 51 (s)p"(s)ds, Vi€ [0,00). (4.39)
0

Proof. The following H! Lyapunov function candidate is introduced for the stability analysis of
the heterogeneous system (4.29)-(4.32), for all x € [0, L], ¢ € [0, o0),

Ve (Z(x,t), X(t), Ze(x, b)) = VE+ Vs + VE+ VY, (4.40)
where
L
Ve = /0 Z " (x,)YP1(2)Z(x, ) dz, (4.41)
L
Vs :/O (Z7 (2, )Ps(2) X (-) + X T ()Py (2)Z(x,-)) da, (4.42)
Vi =LXT()PX(), (4.43)
L
VE = /O Z (x,)Ps(2) Zs (z, ) du, (4.44)
and

Pi(z) £ Pidiag {e "I, e" Iy _m},
Py(x) £ Pyding {5 L, €5 Lon i }

Pi(x) £ Pydiag {e "I, e Ion_p }

where, by definition, the notation Z; must be understood as, for all z € [0, L], t € [0, 00),
L
O Z(x,t) & — A(2)0, Z(x,t) + X1 (2) Z (2, 1) + / C1(z,8)Z (&, t) dE+k1 (z) Zour (t).

Under the definition of V¢ and straightforward observations, there exists a positive real constant
[ such that, for every Z, we can obtain the following inequality,

L
5 [ 02+ 1XOP + 10,202, )1:) da
L
=Vis 6/0 (1Z (2, )72 + X O + 1022 (2, ) 72) da. (4.45)

By time differentiation of (4.29) and (4.31), Z; can be shown to satisfy the following equations,
for all z € [0, L], t € [0, 00),

L
OnZ(w,t) = —AN(2)0 Z(,t) + 21 (2)0Z (x, 1) + / O (2, )0, Z(€,1) d+h1 (2) Zour (), (4.46)
Zin() = K Zous(t) + X (1), (4.47)

Taking time derivative of V¢ along the solutions to (4.29)-(4.32) and using integration by parts,
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the following result is achieved, for all ¢ € [0, 00),

Vi© <2 () (KETE\PLK S — e LBy PL) Zows(t) + Z 0 () KT E1 PLX (1)

out
+ XT()PLEIK$ Zous(t) + X T (1) E1 PLX ()

L
+/0 ZT (1) (A (2)P1 () — plA®(2)[P1(2)) Z(z,t) dz.
L L T
+/ <<E1($)Z($7t)+/ Cl(I,S)Z(ﬁyt)d§+k1($)Zout(')> Pi(z)Z(,1)
0 x
L
+ Z " (z,t)P1(x) (El(x)z(xvt) +/ Ci(z,8)Z(§,t) d§+k1($)Zout(‘)> ) dz, (4.48)

with
Ey = diag {AT(0),e""A™ (L)}, Ey = diag {A*(L),e""A™(0)}.

By taking time derivative of Vi along the solutions to (4.29)-(4.32) and using integration by parts,
we get for all ¢ € [0, ),

e
Vo' <Z)

(t) (KpT My + Ma) X(t) + X T (1) My X () + X T (t) (M K§ + M) Zoui(t)

L
FXTOITXO)+ [ 27 @) (A (@)Pale) = §IA@)Pa(0) X(0)da
L
+ [ X0 (5PT @A @)+ P 0A @) Z(.t)ds
L

+ /0 (Z7 (2, t)Ps (2) K§ Zor () + Z0g (VKT PY (2)Z (2, 1)) dx

L
+ m/o ZT(x,t)Pg(x)FO (ZT(x’t),PS(x)FO)T do 4+ éﬁeT(t);Be(t)
L I _
+/ ((El(x)Z(x,t) +/ Ci(z,8)Z(8,1) df+k1(x)Zout(.)> Py(x) X (8)
0 xT
L
+ X T ()P4 (z) <El(x)Z(x,t) +/ Ci(z,8)Z(8,1) d§+k1(x)Zout(-)> > dv,  (4.49)

with a positive constant x; and

iy AT (0)P; A*(0)P5"
VT | —e LA ()P —eS LA (L)P; )
N — —e SLAT(L)PFT —e5EAT(L)Py
S P (V) O e

By taking time derivative of Vi along the solutions to (4.30), we can derive the following result
with a positive constant g, for all ¢ € [0, 00),
Vi* <LZ,),

out

(OKFTPX(t) + LX T () PaK§ Zour (t)

0] (4.50)

.
+ Lo X T (1) PoTo (X T (H)PoT)  + e

Taking time derivative of V¢ along the solutions to (4.29)-(4.32), (4.46) and using integration by
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parts, we get for all ¢ € [0, 00),

Vi <20 (6) (K&TE\PiKS — e ML EyPy) Zous () + 2y () K6 PyELK S Z 000 (1)

_ . _ 1. .
+ 23 (O E\PiK e Zous(t) + 23 (DK ST EYPAK§ Zou () + —5° ' (£)5°(t)

—Pp
R3
. _ _ T .
+ k32 () K5 E1PiTo (KT EYPaTo)  Zous(t)
_ _ T 1. .
ks Z ) (VKT By P (KT EVPATG) Zowr(t) + —D° (5°(2)

L
+7°(t) "Iy By PaTopc(t) + /0 KZ " (x,t) (N (x)Py(x) — p|A°(2)|Pa(2)) 0: Z (2, t) Az
T

L L )
—|—/ ((El(x)atZ(x,t)—i—/ C’l(a:,f)@tZ(g,t)d§+k1(x)Zout(~)> Pu(x)0: Z(x,t)
0 T

L
+ 0, Z " (x,t)Py(x) (Zl(x)atZ(x,t) +/ Cy(x, )0 Z(&,t) d§+k1(x)Zout(-)> ) dz, (4.51)

with positive constants k3 and ky4.

The three rightmost integrals in (4.48), (4.49) and (4.51) are considered individually, for all
t €10, 00),

L L T
/0 ((Zl(x)Z(x,t)+/ Cl(I,E)Z(é,t)d§+k1(x)Zout(~)) Pr(x)Z(x,t)
L
+ 27 (2, )Py (@) (D1 (@) Z (2, 1) + / Ci(,6)Z(£,1) d£+k1(1:)Zout(-))> de
< /0 ((1@)2Z(@, 0401 (@) Zoua ()T Pr(@) Z(w,) + 27 (2, )P () (B1(@) 23, 1)+ (@) Zour (1) ) da

L L
b Le2hly2 /O ZT(x,t)Z(x,t)dx+q£1 /O (C1(0,2)Z(2, )T (C1 (0, 2)Z(x, 1)) dz. (4.52)

Similarly, we derive the inequalities for the other two integrals, for all ¢ € [0, 00),

L L T
A <<21<x>2<x,t>+ / a(x,ozmds+k1<x>zm<->> Py(@) X (1)
L
L XT(t)P] (2) <zl<x>z<x,t> T / Cr(a.)Z(E.t) d§+k1<x>zout<->> ) da

L
< [ (@200 @) 2o ()T Po(@)X (O + XTOP] (@) (51(2) 20t s (2) Zoa () )

L L
+ gLty / XTHX () de + L / (C1(0,2)Z ()T (C1(0,2) Z(x, £)) da, (4.53)
0 0

q2
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I L T
/0 ((Zl(x)atZ(x,t) —|—/ Cy(x, )0 Z(&,1) d£+k1(x)Zout(-)> Pu(x)0r Z (2, t)
L
+ 0,27 (2, t)Py(z) (El(gc)atZ(x,t) —|—/ Ci(x, )0 Z (&, 1) d§+k1(x)Zout(~)> ) dx

L
< / ((El(x)ﬁtZ(J;,t)—l—k1(m)Zout(-))TP4(x)8tZ(x,t)+6tZT(x,t)P4(x)(21(a:)6tZ(m,t)+k1(m)Zout(-))) dz
’ L L L
+q3Le2”LV32,/ N7 (2,1)0:Z (2,1) dx+—/ (C1(0,2)0:Z (2, 1)) T (C1(0,2)0: Z (2, ))
0 qs3 Jo

L
< /0 (1) 2, ) Pal@) Zul, ) + 2] (a0, )Palw) 51 () Zu(w, ) ) e

L+ e} [ 2] @) 2 ) do s 2 [ (0.0 2w )T (CU0.0) 2w, ) da
0 q3 Jo
L
2 0 @) Zona ()T () Zoa () (45)
q4 Jo

Using (4.48)-(4.54), there exists a constant o > 0 such that, for all ¢ € [0, o),

V€=V16+V2€+V3e+vzle

) 7o) ’
e out\” e(r out " xr — n Tg;7 _el‘ t 4T, xr
<-ov- [F1R0)] o X0 o= | 027 @ NI (@0 20,00
Zout(') Zout :
+5° (1) K:l - K% + %3 + ;4) Ly + FJE1P4F0} (), (4.55)

where, for all z € [0, L],

05, (z) Qiz(@ S:)%(x) 954

e _ * 05, 953(93) 05,
Q(x) = . . Q§3 Q§4 (4.56)

* * * Q¢,(x)
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with

Q5 () = p|A(2)[Py(x) — AY(2)P1(x) — aPy(x) — Kk1P3(x)Co(Ps(2)To) '

L L
a (ZlT(x)Pl(x) +Pu(@)S1(2) + @ Le? i Loy + (q - Q> Cf(o,m)cl(o,x)) ’

1 2

Qfy(x) = —Ps(x) Ki—P1(z)k1(x),

Qf3(z) = glAe(w)lps(w) — A (2)Ps(z) — aPs(x) — B (2)Ps(x),

Qtlg4 = 07

oe TRE Lot = e Lot 5 e K4peTf eT T

Q59 = TEQP]_ — EKP E\PKp — ZKI E\Py KT — IKI E1P4FO(KI E1P4F0) ,

~ 1 _ 1 _ _

Q%y(x) = —ZK;JElpl -7 (K§T My + M,) — K5 Po—ki (z)Ps(2),

_ 1 _
Qs = —EKfTE1P4Kf3,

_ 1 - 1, - _
Q33 = —EE1P1 -7 (My + M) — ko PaTo(Pol) " — Py — qaLet 13 I,
Q5, =0,
Oe 67#[/ n 1 el 17 e K3 r-eT 7 el 17 T 1 T
Q44(JZ) = E2P4 — ZKP E1P4KP — fKP E1P4FO (KP E1P4Fo) — ;kl (x)kl(x),
4
and

Me(x) = (=AM (2) + plA®(2)| — alon) Pa(@)

— (EI(J?)’P4(.T) + Pa(x)X1(x) + (g3 L + q4)62”LV§IQN + qL—SClT(O,x)Cl (O,x)). (4.57)

Under the conditions (4.37), (4.38), 3 j1,k1,k2,k3,k4 > 0 small enough, such that Q¢(x) > 0 and
M¢(x) >0, for all z € [0, L], thus for all ¢ € [0, 00),

Ve < —aVe +aip® (0F°(8), (4.58)
with ;7 = max ()\ ((?Ll + K% + ’%3 + %4) Iy + I‘JRLEJ‘O)). Thus along the solutions to the

system (4.29)-(4.32), for all t € [0, c0),

t
Ve < VE(0)e + / 77 ()5 (s) ds. (4.59)
0

Combining this relation with (4.45), there exist positive constants ¢; = 32, by = Bay such that,
for all t € [0, 00),

L
/O (12(z, )72 + XD + 1 Zo(2,1)||72) dz
L t
—at 2 2 2 s T e
< e ( [ 1z@ + X0 + 10,2, 0)32) dx> o [ FTEF O (@0
0 0
completing the proof of Theorem 4.1. O

Based on the invertibility of backstepping transformation, it can be shown that the H' norm
of the system (4.29)-(4.32) is equivalent to the H! norm of the system (4.25)-(4.26). Thus, the
exponential stability of the H! norm of the system (4.29)-(4.32) implies the corresponding one for
the H! norm of the system (4.25)-(4.26).
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4.2.2 Control law

Take time derivative and spatial derivative on (4.27) and (4.28), and substitute them into (4.29)-
(4.32) to get the following equations of the kernels G' and G2, for all (z,¢) € T,

A™ (2)0:G (2,8) — 0:G' (2, AT (§) = G (2, €) (AT)'(§) +B¥7(8)) + G*(2, )8~ (5), (4.61)
A (2)0:G(2,€) + 0GP (2, AT (§) = G*(2,€) (~(A7)' () +B77(§)) + G (x,€)BF7(€), (4.62)

with the boundary conditions

Gz, )AT(x) + A (2)GY (z,2) = X~ (), (4.63)
G*(z, )N (2) — A (2)G*(2,2) = -~ (), (4.64)
GY(x, )AT(L) — G*(x, L)A~ (L)T'3 = K, (). (4.65)

These equations are under-determined, and to ensure well-posedness, the additional boundary
conditions are added,

2 _ 2 . .
Gi;(0,8) =g;;(&), 1<j<i<2N-m, (4.66)
for some arbitrary functions gfj, 1<j<i<2N —m.

There is a matrix © € R2NV=mX™ gych that OI'9© is invertible, then we deduce, from (4.26),
(4.27), (4.28), (4.31), (4.32), the following controller defined as, for all ¢ € [0, 00),

Ue(t) (@Fg@)l@/t (KIT1R+(L, o)+ KITQRf(O,U)) do
B ’ -
- @rae) Bk, [ [ (GU0.0R 6 + CO.OR (o)) dedr

- - L
- (@rze)*lerlfo (Gl(o,g)m(g,t) +G2(o,§)R*(g,t)) de. (4.67)

Due to the dependence of U on the parameter I's and the inclusion of the parameter I's in the
coefficient matrix I'g, I'g has an effect on U, and thus has an impact on the iISS of the system
(4.25)-(4.26). Under the assumptions of Theorem 4.1, the target system (4.29)-(4.32) is integral
input-to-state stable. Thus, using the invertibility of backstepping transformation, the original
system (4.25), (4.26) is integral input-to-state stable in the H'-norm with the control law (4.67).

4.3 Conclusion

The robust control problem was studied to stabilize the heterogeneous linearized AR traffic flow
system with a bottleneck at the outlet boundary. A controller was designed to reject disturbance
by using backstepping.

Inspired by [Cor+13], the H? locally iISS is studied for the heterogeneous quasi-linear AR
traffic flow system in the next chapter.
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In this chapter, we investigate the problem of boundary stabilization for a heterogeneous
2N x 2N quasilinear traffic flow system with disturbances in the congested regime. The H?
integral input-to-state stability of a multi-type traffic flow system described by 2N x 2N first-order
quasilinear hyperbolic partial differential equations is obtained in a closed loop with a boundary
controller. The control input at the inlet boundary of the considered road section is designed
for the linearized system by using the backstepping method. Making use of the backstepping
transformation, the H? integral input-to-state stability of the quasilinear system is derived by
mapping the transformed quasilinear system into an H? integral input-to-state stable target system
for which a strict Lyapunov function is constructed.

This chapter has been submitted for publication in [GZP22].

5.1 Multi-type quasi-linear hyperbolic traffic flow system
and problem statement

5.1.1 Multi-type quasi-linear traffic model

The introduced multi-type traffic flow model (4.8) that represents the dynamics of a heterogeneous
traffic on a road segment with road length L and the number of vehicle types N is rewritten as
the following quasi-linear form, for all « € [0, L], t € [0, 00),

ou(x,t) + ﬁ('ﬁe, u*)0,u(x, t) = é(ﬂe,u*)ﬂe(x,t), (5.1)

65
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where
F:n(ﬂe,U*) F:m(ﬂe,U*) F:1N(1767U*)
~ FQl ﬁe,u*) F22 ﬂe,u* FQN ﬂe,u*
Fie e | 1@ @) o Byl |
Fni(@%,u*)  Frno(@e,u*) - Fan(uc,u®)
with for i, =1,2,--- | N,
[T + v pi + pt o
L it j =1,
B | 0 Ui + 07 — (i + p})ii(p)
Fij(ﬂ,u*):
0 0
L o ] if j #4,
(05 +v]) = (U +v}))6i;(p)  —(p; + p})dij(p)
and
C:vyn(ﬂe,U*) §12(ﬂe7U*) glN(aev'U*)
= | ) SaE) - |
éNl(ﬂeﬂj,*) éNg(iZe,u*) éNN(ﬂe,u*)

with for i, =1,2,..., N, éz‘j is defined as

i */ */

Ui Pi e
1 * * N ) %/ s/ 1 s/ N w\ %/ |0 lf] =1,

7700 (p") + 07 Doy Taki(P7)pk — 0ii(p)vy = 0l D i Ok (7)) g

Gij(ﬂe,u*) =

0 0 e
1 * * N * */ */ */ |7 lf J ;é 3
_?1.51‘3‘ (p*) + v Xhm1 oiki (P") Py — ij (p)vj —0ij (p)Pj

The hyperbolicity of the system (5.1) exists around zero equilibrium on the basis of the dis-
cussion in Chapter 4, because for all u* € C2([0, L];R?*N), as @ — 0, F(u,u*) — F(0,u*) which
has 2N real distinct nonzero eigenvalues \; > Ay > -+ > A\, > 0 > —Apq1 > -+ > —dapn
(\i € C*([0,L);R=g), i = 1,...,2N, with the number of positive eigenvalues m (0 < m < 2N)).
We will study the scenarios 2N — m > 1 in the H? sense in this chapter.

5.1.2 Problem statement

The motivation of control is to alleviate the congested traffic on a road segment, with disturbances
at the inlet boundary, in the presence of constant density and velocity drop in the downstream
boundary. The diagram of the control model is presented in Figure 4.1. The problem is equivalent
to computing the boundary control U¢ in the space H? such that system (5.1) converges to zero
equilibrium, with the following boundary conditions, for all ¢ € [0, 00),

A1uc(0,t) = p°(t) + OUC(t) — Uy (u¢(0,1)), (5.2)
Byuf(L,t) =0,

where
Tz (@(0,1)) = [71(0,6)01(0,8), ... in(0,)n (0,8)] | € C2([0,00);RY).
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The well-posedness of the closed-loop system (5.1), (5.2)-(5.3) in the H? space holds under a nec-
essary condition that the initial conditions u°(-,0) = u§(-) € H2([0, L]; R?Y) satisfy the following
second-order compatibility conditions,

ALT5(0) = p°(0) + OU®(0) — Ty 1 (35 (0)), (5-4)
BlﬂS(L) =0,

Ay (—ﬁ(HS(O),u*(O))*’( )+ G5 (0), *(0))'68(0))

= p°(0) + OU*(0) — dHNL ( F(@(0), u"(0))ag' (0) + G(a5(0), u*(O))178<0))7 (5.6)
Blf(ﬂS(L),u*(L))~e’( ) G(ug(L), u*(L))ig(L). (5.7)

In the compatibility conditions, (5.5) and (5.7) naturally derived from the physical meaning,
but (5.4) and (5.6) are artificially derived from the designed feedback control law and they rig-
orously require the specific values of the initial conditions. Keeping the effect of stabilization of
the control law, a modification of the control law is done in the boundary conditions (5.2)-(5.3),
so that there is no requirement of any specific values on the initial conditions. More precisely,
inspired by [Cor+13], the modified boundary conditions extend the controller as follows: for all
t € 1]0,00),

Au(0,t) = p°(t) + OU(t) + wi(t) + wa(t) — Inp(a%(0,1)), (5.8)
Bii¢(L,t) = 0, (5.9)

where wy,wy € C*([0,00); RY) are the solutions of the following system:
11}1 = —dlwl, 11}2 = —dgwg, (510)

with the positive constants dy,ds (di # dz). Under the modification of the control law, we can
obtain the following compatibility conditions,

A45(0) = 7°(0) + OU*(0) + w1 (0) + w2 (0) — Ty (@5(0)), (5.11)
Byiig(L) =0, (5.12)
Ay (= F(@5(0), " (0))iig (0) + G5 (0), u* (0))i5(0))
= 5(0) + OU(0) + (~dyu (0) — don(0)) — T

t=0
x (= F (@5 0), u” (0))iig' (0) + G5 (0), w (0))(0)) (5.13)
ByF(5(L), u (L)ag (L) = BiG(g (L), u* (L)) (L). (5.14)

For the purpose of eliminating the compatibility conditions (5.4) and (5.6), the following initial
conditions of wy, wy are selected,

w1(0) + w2(0) = g1(ug), (5.15)

0
= (d1w1(0) + daw2(0)) = ga2(ug), (5.16)
with
91(i5) = Avii§(0) — p(0) — OU(0) + Iy (5 (0)), (5.17)
g2(i5) = Av (—F ({5 0), u* (0))iig'(0) + G(u5(0), u* (0))i5(0))
—5(0) — 0U°(0) + T _(FF@30.w ) O + G@ O, 0)T0) . (619
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Select
) + dagy (7€
wi(0) = — 224 Oc)l 7291( 5 (5.19)
1 2
dy.g1 (@) + go(iie
ws(0) = 1gl(d°) dQQ( 5, (5.20)
1 — U2

to verify the compatibility conditions (5.4) and (5.6).

5.1.3 State transformations

For deriving the form of characteristic values of the quasi-linear system (5.1), (5.8)-(5.9), (5.10)
and making the analysis easier (the main diagonal elements in the matrix of source term are
all zero), we handle a transformation for the state u°. Defining an invertible transformation
R(z,t) = ®(x)uc(z,t), ®(z) = ¥(2)T(z) with z € [0, L], t € [0, 00), from @° to the new variables

R=(RT,R7)T :[0,L] x [0,00) — RN with R* : [0, L] x [0,00) — R™, R~ : [0,L] x [0,00) —
R2N=m R, (t) = (RY(0,), R~ (L, 1)) 7, Rowt(t) = (RT(L,t), R=(0,t)) 7, the system (5.1), (5.8)-
(5.9), (5.10) is mapped into the following simplified system, for all x € [0, L], ¢ € [0, c0),
O R(x,t) + A (2)0, R(w,t) — X(x)R(2,t) + ANp(R, 2)0, R(x,t) = nr(R, 2)R(x,1), (5.21)
Rin(t) = KGRout(t) + T (ﬁe(t) + @Ue(t)> + To(wi () + wa(t)) — Tollyz (®7H(0)R(0, 1)), (5.22)
where
A¢(x) = A°(0, z), Y(z) = 2(0, ),
Anr(R,2) = A°(R,z) — A%(2), Yni(R,2) = 2(R, z) — %(x),
with
AS(R,x) = ®(2)F (7 (2) R, u*) ® 7 (x),
S(R,z) = ®(2)G (7 ()R, u*) @~ (z) — ®(2)F (2~ (z)R,u*) 7 (2),
the main diagonal elements of matrix ¥ € C2([0, L]; R2V*2N(R)) are zeros. The well-posedness of

the system (5.21)-(5.22) in the H? space is under a necessary condition that the initial condition
R(-,0) = Ro(-) € H*(]0, L]; R?N) satisfies the following second-order compatibility condition,

Rin(O) = KPRout(O) + FO (]3 (0) + @UE(O)) + Fo(w1 (0) + wg(O)) FOHNL( (O)Ro(O))

(5.23)
(M!1<i<m, [sz]mﬂgjgzzv)T
=K§ ([M?]i<i<m, [Mjl]m+1§j§2N)T +Tg (156(0) + @UG(O))
+ To(—dywi (0) — daws(0)) — T ddH]iL (@7(0))
=0
<« &1(0) ( — (A(0) + At (Ro(0),0)) By(0) + (£(0) + T (Ro(0),0)) Ro(0)>, (5.24)

with

M == (A%(0) + Anr(Bo(0),0)) B5(0) + (S(0) + Zn (Ro(0), 0)) Bo(0),

M? = — (A°(L) + Anr(Ro(L), L)) Ry(L) + (S(L) + Snr(Ro(L), L)) Ro(L).
Since for z € [0,L], Anr(0,z) = 0, Enx1(0,2) = 0 and Iy (0) = 4XL(0) = 0, then 0 is a
equilibrium of the quasi-linear system (5.21)-(5.22). For the sake of conveniently analyzing the

applicability of the designed controller for the linearized system, the quasi-linear system (5.21)-
(5.22) is written as the linear part plus the nonlinear terms, done in the next section.
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5.2 Local iISS of quasi-linear model

Inspired by [Cor+13], the problem of local H? iISS of the first-order hyperbolic quasi-linear system
(4.8) is studied in this section. We will show that the controller derived for the linearized system
by using the backstepping method locally stabilizes this quasi-linear system.

Concerning the linearized system (4.25), (4.26), the designed control law U*€ is derived by using
the following backstepping transformation, for all « € [0, L], ¢ € [0, c0),

L
Z(z,t) = R(x,t) 7/ K(x,)R(E,t)dE = K[R], (5.25)

0 0
GHz, &) G*(x,8)
domain T = {(x,{) ER?0<w<EL L} as in Chapter 4.

where K(z,£) = ], with piecewise differentiable G' and G? defined on the

The corresponding iISS target system is, for all « € [0, L], t € [0, 00),
L

hZ(x,t) + A(2)0, Z(x,1) = X () Z (2, 1) +/ Ci(x,§)Z(&,t) dE+ka () Zour (1), (5.26)

¢
Zin(t) = K& Zow (1) + K¢ / Zout(0) do + Top®(t), (5.27)

0
where Z = (Z+,Z7)T, with Z+ : [0, L] x [0,00) — R™, Z~ : [0,L] x [0,00) — R2N=m_ 7. () =
(Z4(0,8), Z7 (L, 1)) ", Zowt(t) = (Z+(L,t), Z7(0,t)) 7, the matrices ¥, C; and K§ are given as
in Chapter 4. The controller for the linearized system (4.25), (4.26) is derived as follows, for all

t € (0,00),
US(R) = (OI,0)"'® / t (KI&,RY(L,0) + KI%R™(0,0)) do
0
t L
_ (@1.0)"'BK T, /0 /0 (610,08 (6.0) + C*(0.) R (¢.0)] de do

L
- (@F2@)_1@F1 /0 |:G1 (07 g)R—i_ (fa t) + G2 (07 f)R_ (ga t)} dgv (528)

where the coefficient matrices I'y, T'y are given, and the matrix © is in R2V="*™ and such that
OI';0 is invertible. So the controller in terms of the original variable u° in (5.8) is, for all ¢ € (0, 00),

Ue(t) = (B,0)"'8 / t([KIfl o}cp(L)aE(L,a)Jr [o Kffrz}@(())mo,o—)) do
.
-@re) oKt [ [ [6'0.0 @0.9]e0u e )i

o o L
_ (@ry0) 6T, / [@'0.6 c0.0)|e@uEndc (5.20)

The formula of control law U¢ in (5.28) for the linearized system (4.25), (4.26) is derived by
using backstepping method and the proof of iISS of the corresponding target system (5.26)-(5.27)
is obtained in Chapter 4. In this chapter, we derive the iISS of the quasi-linear system (5.1),
(5.8)-(5.9), (5.10) with the state feedback law (5.29) as follows:

Theorem 5.1
Considering the system (5.1), (5.10) with the extended boundary conditions (5.8)-(5.9), the initial
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conditions u§ € H?([0, L]; R?N), w1(0),w2(0) € RN werifying (5.19)-(5.20), and the control law
(5.29). Then, for every o > 0, there exist positive constants J,c,b such that, for any p° satisfying
p¢ € C1[0,00), p¢ € C0[0,00), if ||[u§||gr= < 6, it holds that for all t € [0,00),

[, )32 + fwi ()] + Jwa (#)[?

< e~ ([ + s O)F + uaO)F) +b [ (5 ()P +15(3)") ds. (5.30)

Proof. As a result of the invertible transformation ®(x), « € [0, L], the system (5.1), (5.8)-(5.9),
(5.10) has the same dynamical behavior as the system (5.21)-(5.22). Therefore, in order to prove
the iISS of the quasi-linear system (5.1), (5.8)-(5.9), (5.10), we firstly prove the iISS of the quasi-
linear system (5.21)-(5.22) after applying the control law U® in (5.28), which is designed for the
linearized system (4.25), (4.26). The quasi-linear system (5.21)-(5.22) is mapped into a target
system Z by using the direct transformation Z = K[R] and the inverse transformation R = L[Z]
with C?(T) kernel functions. Differentiating twice with respect to z in these transformations, it
is shown that the H? norm of Z is equivalent to the H? norm of R. So local iISS of the system
(5.21)-(5.22) is the same as the local iISS of the target system. The equations of the target system
Z is, for all € [0, L], t € [0, 00),

O Z(z,t) + A°(2)0, Z (x,t) = 1 (x) Z(,t)

+/¢Q@@Z®0%HM@ZM®+&W@JHJMZZM, (5.31)
Zin(t) = KpZour(t) + X (t) + To(wi (t) + wa(t)), (5.32)
X(t)=K§ /Ot Zout(o)do + Ty (ﬁe(t) — ﬂNL(Z(O7t))), (5.33)
where
F3(2,0,7) = —K[(A(x) + [D@@+M@WZ
FAZ. Zou) = Kl Do)~ K[(A%) + R[Z)) Ki[L12) + S(2)£12) + Fa(Z)£12]),

]C12[Z, ZO ] Z LC t / Cl 1’ f )d£+k1(x)20ut(t),

Rz
Rz

I
M >
zZ =
S
55
S\E|
&

with Z = (Z+,Z7)T, Z* : [0,L] x [0,00) — R™, Z~ : [0,L] x [0,00) — R2N=™_ Z..(t) =
(ZF(0,t), Z7(L,t)) ", Zout(t) = (ZT(L,t),Z7(0,¢))T. Next, the local stability of the system
(5.31)-(5.33) in the space H? is analyzed by using the Lyapunov approach. It includes analyzing
the growth of ||Z||zz2, ||n]/z2 and ||¢||z2 (by definition n = 8;Z and ¢ = 0;;Z). Remark that in
order to directly use the iISS analysis results of the target system (4.46)-(4.47) in Chapter 4, the
equations of Z and 1 are written as the same structure as the equations of the target system
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(4.46)-(4.47). From system (5.31)-(5.33), we derive, for all x € [0, L], t € [0, 00),

atn(xvt) - *Ae(l')aﬂl(l"at) + El(f)ﬂ(xat)

L . .
+ / 01(3375)77(5715) d£+k1(x)Zout(t) +F5[Z,8I7’]] +F6[Za7776w27 Zout]a (534)
Nin(t) = KSTout(t) + X (£) + To(—dywi (t) — daws(t)), (5.35)
(1) = K§ Zuwa )+ To (5 () — T2 (Z(0,)n(0,)), (5.36)

where

F5[Z,0,m] = K[(A“(x) + F1[2])0,n] + A° (2)D2m,
FslZ,n,0.Z, ZO'ut] = K[(A°(z) + F1[Z]) K1 [L[n]] — S () L[n]

— B|Z)L[0) + Fualn) (0.2 + K: [ Z]]) — Faa[nL1Z]] — K2 [0, Zowr),
Fian) = F1[Z),

Fys[n] = (7).

The following Lyapunov function candidate is introduced for the stability analysis of system
(5.31)-(5.33), for all z € [0, L], t € [0,00), V¢ (Z(x,t), X (t),n(z,t),((x,t)) = V£ + V5 + Vs, where

L
Ve = / (ZT(LL’, VPu(x)Z(z,) + Z T (x,-)Pra(2) X (*)
0

+XT(OPL@)Z(, )+ X ()PnX()) da, (537)
L
Vg = /0 0" (2, )Pz, ) da, (5.38)
— L — —
Vg = / CT (e, YPalZ) (@) (e, ) d, (5.39)

with

Pi1(z) £ Pydiag {e "Iy, e Iyny—m } ,
Pr2(z) £ Pradiag {efngmy B%II2N—m} ;

Ps(z) £ Psdiag {e "I, e" Iy _m},
P4[Z)(x) is defined in [Cor+13, Lemma 5.2|, Pij, P3 are 2N x 2N diagonal positive-definite
matrices, Pys is a 2N x 2N symmetric positive-definite matrix, and Pys is a 2N x 2N matrix.

Take the time derivative of V¢ along the solutions to (5.31)-(5.33), use integration by parts,
and define V¢ = V& + V%, where V% is the time derivative of V¢ along the linear target system
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(5.26)-(5.27), computed as follows

L

. B B B L B _
VG = —ZT(x,t)Ae(;l:)Pn(z)Z(x,t)‘ —|—/O Z"(x,1) (Ae(x)Pll(x))$Z(z,t) dx

0
L

- (7700 @Pu@ X0 + XTWPLE@A W2 )|
L _ _ _ _ — —
+ / <ZT(x,t) (A(2)Pra(z)) X () + X T(t) (PL@)A@(@),,Z@,Q) dz
0
L B L B B B
N / <<21($)Z(1’,t)+ / Cr(a, 5>Z<s,t>ds+kl<x>zout<t>) (Prs(2)Z (2. 1) + Pra(2) X (1))
(2T ()P () + X (PR () (21(2) Z(a ) / Cr(, ) Z(E,8) A€+ (2) Zons )

+ /OL ((ZT(% t)Pia(z) + X T (t) Pao) (K?Zout(t) + Foﬁe(t)(t))

+ (K§ Zou(t) + Foﬁe(w(t))T(%( )Z(,t) + PM(t))) dz, (5.40)

and where 171€N 1, is defined as:

Veer = /0 : ((Fg[ZﬁIZ] +RZ, Zout]) Prr(2)Z(2,t) + Z7 (2, )Py (z )(Fg[Z,axZ] +RZ, zm])> dz

Ly _ dlIng - dllyz - T _
+ / (Z%,w%m(ro ZE20,0)m0,0)) + (= To=ZHZ0.0)m(0,1)) PL@)Z(x,?)

n (F3 1Z,0,7] + Fi|Z, Zout]) T Pra(@) X (1) + X T ()P () (Fg[Z, 8,2) + Fu[Z, zout])> dz

dIly
dz

.
L(2(, t))n(o,w) Poo X (1) +LXT<t>P22<—rod§gL (Z(0, t))n(O,o). (5.41)

+L<—F0

Take the time derivative of Vi along the solutions to (5.31)-(5.33), use integration by parts, and

define Vi = Vi + V§y, where Vi is the time derivative of Vi along the linear target system
(5.26)-(5.27), for all ¢ € [0, o),

. _ L L _

Vi = =07 @OA @ P + [ 7@ (0 @Pi@), nle ) de
L L . _

+/0 ((Zl(x)ﬁ(%t)Jr/ 01(3375)77(570 d£+kl($)zout(t))TP3(‘T)77(‘T7t)

L .
07 (@, )Py (@) (Sa (@)l ) + / Ci (a, (€, 1) dtha () out(t))) de,  (5.42)
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and where XL/;N 1, is defined as: for all ¢ € [0, 00),

Vi, = (K5 Zuna0) B~ To 2 (2(0.00000.0))

T .
+< r, 8L (7 <o,t>>n<o,t>) Py (K Zone (1))

dllny,
4z

.
+<mﬂmm+m@mmy- @mmwmﬁ—m@m@+@w@0

By - T2 20, 00n(0.0))
dllyz
dZ

g
+ (=TT @0.000.0) B K5 Zuelt) + To i 0)0) -

= (Z(0.)n(0.1))

— Fg(d1w1 (t) + d2w2(t)))

dllyy T My,
—I —(Z£(0,t 0,1t FE1 P T
+(-rfiEEz0.m0.0) BA(-ni

z <o,t>>n<o,t>)
L .
+A «gwﬁﬂ+%mmazsz@um@w
+n' (2, t)P3(x) (F5 [Z,0.m] + Fo[Z,1n,0.Z, Zout])) dz. (5.43)

Since the term ‘L/leL + 1726L is analyzed in Theorem 4.1, which is for the iISS of the linear target
system (5.26)-(5.27), there exist positive constants c1, b1, a1, a2, as, such that
Vi + Vo, < = et(VE 4+ Vs) + 015 + a1 (Jun [ + [wa?)
+ a2l 2o (VF + V5). (5.44)

Now analyze the remaining items Ve v and V2 vi- There exist positive constants ki, ka2, k3, ka,
ks, ke, k7 such that for all ¢ € [0, c0),

. L
Vive <k [ (BIZ.0.2]| +|RIZ. Zoal})|2] da
“ gl Ay . _ _

+ k2/0 ( dgb (Z(O,t))n(&t)’ + (|52, 0. Z)| + |FalZ, Zows|) | X (1)] ) dx
+ha[ro SR (200,01 X0

Vs, < o [Zuua(t) [T dggL (20.0m(0.1)

b5 (165 Zowat) 4 Do )00 + [P0 32200, 00m0.)
HITofdyon (1) + dyu (1) ) T .m0,
2
+ ks To 2L (20, 0)0(0,1)

L .
e [ (|Bs12,00)] + |Fil2.0.0.7. Zoul| ) I
0
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Applying [Cor+13, Lemma B.2|, there exists d; > 0, and positive constants ks, ko, k10, h1, hs,
hs3, hy such that for all Z satlsfylng | Z||oo < 61, it holds for all t € [0,00), |Tollnz(Z(0,1))| <

ksl Z(0, )], 1 Z]132 + | X ()" < koVE, 022 < K10V, and
/ (1512, 0. 2)| + |FulZ, Zowi)|) | Z] dz < hako(|| Z]loo + [0lloc) VS,

A

L
/ (|F3[Zaax2]|+|F4[ZaZout |) |X | d$<h3k9(HZHoo+”7]”oo)Vly

dHNL

(Z(Ovt))n((),t)‘ dz < ha(kol| Z]|oo Vi + k10 [Inllec V5),

dlInyz

r
"4z

(Z(O,t))n(O,t)‘ | X(#)] < ha(kol| Zlloo Vi + Erollnll o V5)-

We deduce, for all Z satisfying || Z]|o < 61,

Vine < (hn+ ha)ko (| Z]oe + [11lloc) Vi + (h2 + ha) (ke[| Z]| o Vi + Knol 1]l V). (5.45)

Applying [Cor+13, Lemma B.3|, there exist positive constants dy < 81, hs, he, hr, hs, hg, 10,
hiy such that for all Z satistying || Z]le + |[1llce < 02, [IC]lz2 < K11V /2, k11 > 0, it holds for all
t €[0,00),

dz

( |KC§ Zous (t) + Top®(£) ()] +

Zout(t)’

Ty

<Z<o,t>>n<o,t>‘ < hsllnlloe (V5 + V),

dllyy,
dz
+ Rofdyun (8 + dawao)] ) [To "5 (2000000,

< hll 2l Vs + holl Zlloo (Vi + Vi) + oz [5° () (8) + hs (w1 > + [ws]?),
2

Iy

(Z(o,t»n(o,t)]

I-_‘()

dII - _
Po—g~ (Z00,)n(0.1)] < holZl|ocV5

L — — — =
| (11l2.0.00] + | Fl2.0.0.2. 20| ) o] s
0

<holl Zlloo (Vs + V) + hual Z]loo Vs (121100 + l1nlloe + 1) 5
and therefore

Vang < kahs|nlleo (Vs + Vi)
+ (kahs + kshe + keho + krhio + krh11) || Z )00 Vs

ks (hellleoo(Vf LU 4 he OO + hs(fun? + |U/2|2))
+ krhiol| Z oo Vs + krha1 Vs (| Z ]| + I17lso) - (5.46)

Taking the time derivative in (5.34), we obtain the following equation for ¢, for all z € [0, L],
t € ]0,00),

8t€(xv t) = _(Ae<x) - [Z])GGJC(J:’ t) + F7[Za ¢ 6w§] + FS[Zv n, Ca axzv 89077] + +k1 (x)gout(')’

5.47)
Ginlt) = K Cour (1) + X (1) + To(dwi (1) + diws(1)), (5.48)
- = . dZHNL = 2 dHNL =~
X(8) = K Zour(t) + To (5 (1) = 55 (Z0,0)7(0,8) = —ZE(Z(0,))¢(0.1)) (5.49)
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where

F1(Z,¢,05¢) = =K[(A%(z) + F1[Z])(0x€ + Ka[L[C]])] + (A°(2) + F1[Z])(0:€ + K1 [L[C]]),
Fs[Z,1,C, 022, 0am) = —(A%(z) + FA[Z])KA[L[C]] + K[(2(2) + F2[Z])L[¢]

— 2F15[Z)(0xm + K1 (L)) + 2F02[Z)L[n] + FasL]Z] — Fi3(0:Z + K1 [L[Z]))],
Fi3(Z,n,¢] = F1[Z),
Fs3]Z,n,¢] = B[Z].

Take the time derivative of V along the solutions to (5.31)-(5.33), apply [Cor+13, Lemma 5.2],

and define ‘736 = V& 4+ Viy L, where V5 is the time derivative of Vi along the linear target system
(5.26)-(5.27), for all ¢ € [0, 00),
ire T D [7 e 7 L
Vi = (@0 (PalZ)(@) (A" (@) + Fil2) )<, )|,
L

L
¢ t) (P2 (A (@) + B112D) CCestyda+ [T w) (PalZ)()), Gl )

0 0

and

. L
Vv = | ((Fﬂz,c,amd+Fs[Z,n,<,az2,amn]+k1<x><m<->) PilZ)(@) (1)

+ CT(‘T7 t>754[2}($) (F7[Zv Ca 8$C] + F8 [Za m, Ca awZ7 8$77]+k1 ($>Cout())> dz.

According to [Cor+13, Proposition 5.4], there exist positive constants ca, hia, his, hi4, h1s, his,
hi7, his, hig, hogo such that for all ¢t € [0, OO),

_ L
— T, 0)(PalZ)(@) (A (@) + FA[2)) )¢, )|
< h1o||Clloo (Vi + V5 + Vi) + hus(lwi]? + |wal?) + hualnllos (Vs + Vi) + has|d® + hug||Clloo Vs Vs,

L

/0 ¢ ) (Pal2)(a) () + B 1Z)) ) Gl t)do < =V + a1 2o + o) V5
L

/0 T () (PalZ)(@)), €, ) Ao < By Ve [lloos

L
/ CT(xa t)754[Z](l‘) (F7[Z, Cv 830(:] + F8[Zv 7, Cv azZa aﬂcm + +k1 (m)gout()) dz
0
< hioV5[IClloo (12110 + [I1lloc) + P20 (IInlloc V5™ + [I¢lloc Vs + 1Z]10 V) -

Therefore there exist positive constants d3 < o, c3 and ¢4 satisfying c3 + ¢4 < ¢o such that, for
all Z satisfying || Z||oo + [1]loo + [I¢]loo < 03, it holds

Vi < (—ca+ e3)(VE + Vs + V) + has |5 + hug(Jwr | + [ws]?), (5.50)
Vv, < ea(VE+ VE + VE). (5.51)

Combining (5.50), (5.51) with (5.44), (5.45), (5.46), and letting ¢ = c3 + ¢4 —c2 — ¢1 and a =
a1 + kshs + hig, we get, for all ||.Z]|co + ||9]lco + [¢]loo < d2,

Ve < — eV + (by + ksha) |51 + has |52 + alwi |* + [wa]?). (5.52)
By defining W¢ = Ve + %‘(% + %), we derive

W < —eVe + (b + ksh)[5°(0)2 + has|5 (8)]% + (a — ba) (Jwr|[? + [wal?).
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Choosing a < by, for some positive constant cs, we obtain
We < = cs W + (by + ksh) [B°[* + has |5, (5.53)

For sufficiently small W¢(0), W¢ exponentially converge to zero. If || Z||zz + [|n]|z2 + ||¢]| L2 is suf-
ficiently small, V¢ is equivalent to the H? norm of Z. We deduce (5.30) by a standard application
of the comparison lemma. This concludes the proof of Theorem 5.1. O

Furthermore, under the assumption of Theorem 5.1, we deduce that the quasilinear plant
system (4.1)-(4.2) is locally iISS around the nonuniform equilibrium u* in the H? space.

Remark 5.1
The used methods in this paper can be extended to a general quasilinear hyperbolic system (5.1)
with general coefficients.

5.3 Conclusion

The problem of robust boundary stabilization of a heterogeneous quasi-linear traffic flow system
with a bottleneck was solved by actuation at the inlet boundary of the considered road segment.
The applicability of the control law, which was designed for the corresponding linearized sys-
tem by using the backstepping method in Chapter 4, has been proven for the local iISS of the
heterogeneous quasi-linear traffic system.

In the next chapter, we extend this result to design an observer and combine them to obtain
an observer-based output feedback controller for the heterogeneous quasi-linear traffic flow system
with a bottleneck.
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In this chapter, a parameter identification problem is solved for a distributed parameter system.
This problem is not motivated by a traffic control application but rather by the analysis of COVID
dynamics. More precisely, an extension of the classical pandemic SIRD model is considered for
the regional spread of COVID-19 in France under lockdown strategies. This compartment model
divides the infected and the recovered individuals into undetected and detected compartments
respectively. By fitting the extended model to the real detected data during the lockdown, an
optimization algorithm is used to derive the optimal parameters, the initial condition, and the
epidemics start date of regions in France. Considering all the age classes together, a network
model of the pandemic transport between regions in France is presented based on the regional
extended model and is simulated to reveal the transport effect of the COVID-19 pandemic after
lockdown. Using the measured values of displacement of people between cities, the pandemic
network of all cities in France is simulated by using the same model and method as the pandemic
network of regions. Finally, a discussion on an integrodifferential equation is given and a new
model for the network pandemic model of each age class is provided.

This chapter has been published in [Gua+20].

6.1 Pandemic model

In this chapter, the scenario we consider is a large safe population into which a low level of
infectious agents is introduced and a closed population with neither birth, natural death, nor
migration. There is one basic model of modeling pandemic transmission which is well known as the
susceptible-infected-recovered-dead (SIRD) model in [BCC12]. This mathematical compartmental

7
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model is described as follows,

S(t) = =BSHI(1), (6.1)
1(t) = BS(I(t) — (a+8)I(t), (6.2)
R(t) = 01(1), (6.3)
D(t) = al(t) (6.4)

where S(t) is the number of susceptible people at time ¢, I(t) is the number of infected people at
time ¢, R(t) is the number of recovered people at time ¢, D(t) is the number of deaths due to pan-
demic until time ¢, with constant parameters: S is transmission rate per infected, § is the removal
or recovery rate, « is the disease mortality rate. The compartment variables S(t),I(t), R(t), D(t)
satisfy S(t)+I(t)+R(t)+D(t) = N at any time instant ¢, here N is the total number of population
of the considered area.

From the differential equations (6.1)-(6.4), it is obvious that at any time instant ¢, the total
rate BI(t) of transmission from the entire susceptible compartment to infected compartment is
proportional to the infected I; the infected individuals recover at a constant rate J; the infected
go to death compartment at a constant rate a.

In fact, except for the detected well-known data, some undetected data cannot be measured but
are significantly important for the analysis of the evolution of COVID-19 in France under lockdown
policy. Moreover, they are useful to provide efficient social policies, such as optimal management
of limited healthcare resources, the ideal decision of the duration and level of lockdown or re-
lockdown, and so on.

Inspired by [Cha+20], the basic SIRD model is extended to a more sophisticated compartmental
model which includes several features of the recent COVID-19 outbreak, with flexibility with
respect to lockdown and test strategies. More sophisticated models could be considered, however
it is important that the model we consider can be calibrated with the available data for French
regions.

On the basis of the STDUH R/~ model in [Cha+20], this model additionally considers that
the infected undetected individuals I~ and the infected detected individuals I+ get sicker and
then go to intensive care U, and the hospitalized individuals H die (D) before attaining intensive
care U. In our model, the short-term tests transfer the positive individuals from compartment
I~ to compartment IT. The detection using antibody tests allows transferring individuals from
compartment R~ to compartment R*. The presence of antibodies indicates that one person has
recovered from the pandemic and is immune. The flow diagram of this model is sketched out in
Figure 6.1.

The evolution of each compartments is modelled by the following equations,

S(t) = =BH)SHI (t), (6.5)
I=(t) = BOSWI(8) = MVT7(t) = (vir + v +i0) 1 (1), (6.6)
() = AT (1) = (vrr + 71w +y0) I (), (6.7)
R™(t) = yirl~(t) — )\(4)R_ (1), (6.8)
RY(t) = yirl* (t) + ASVR™(t) + yurH(t) + wrU (1), (6.9)
H(t) =yu(I” () + I () — (vur +vuu + yup)H (), (6.10)
Ut)=yv(I~ )+ IT(t) +vuu H(t) — (yor +ywp)U(t), (6.11)
D(t) = yupU(t) + yupH(t), (6.12)
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Figure 6.1: Compartments and flow of pandemic model.

with
S(t) +17(t) +I+(t) + R_(t) +R+(t) +H@)+Ut) + D(t) =N,

and initial conditions

S(te) = N, (6.13)
I (tg) =1y >0, (6.14)
It (ty) = R (to) = RT(to) = H(tg) = U(ty) = D(tg) = 0, (6.15)

where S(t) is the number of susceptible individuals at time ¢, I~ (¢) is the number of infected
undetected individuals at time ¢, I (¢) is the number of infected detected individuals at time
t, R (t) is the number of recovered undetected individuals at time ¢, R (¢) is the number of
recovered detected individuals at time ¢, H(t) is the number of hospitalized individuals at time
t, U(t) is the number of individuals hospitalized in an intensive care unit at time ¢, D(t) is the
cumulative number of dead individuals from the hospital or intensive care at time ¢.

During the incubation period (time taken from infection to symptom exhibition) but after
the latent period (time from infection to infectiousness, this is the so-called exposed period), the
infected individuals can transmit the epidemic without any symptoms. Unfortunately, we do
not have any data on the exposed population, making it hard to identify the number of infected
individuals. Therefore we incorporate this class of infected individuals into the undetected infected
compartment I~

The number of exposed individuals who travel internationally is neglected in this chapter,
since (at the time of the writing) only a few people travel internationally. We do not consider
here deaths from nursing homes for example, as in [Vei+20, Chapter 6], where a slight difference
is considered at the French national scale. The main reason for that is the lack of data. Indeed,
daily data on the total reported cases are unavailable in France on the regional scale. The initial
conditions (6.13)-(6.15) mean that infected people I, are introduced into a population consisting
of susceptible individuals S(to) at time instant to. Both I and ¢¢ are two unknown parameters
that need to be identified.

Two types of tests are taken into account in this model, one is a class of virological tests like
nasal ones that can detect new infectious cases from compartment I~. The rate of these tests is
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denoted by /\54); another method is a class of serological tests that detect the individuals infected
and sequentially recovered from compartment R~ applying blood or saliva samples, the rate of
these tests (for example, blood test) is denoted by )\g1 . This second type of test was not proposed

in France until very recently, thus we consider in this work that )\(24) =0.

Remark 6.1

The second type of test is an antibody test that uses serological immunoassays to detect viral-specific
antibodies: Immunoglobin M (IgM) and G (IgG). The antibodies IgM that suggests infection have a
half-life of around five days, and they usually appear within five to seven days of infection and peak
at around 21 days. The antibodies IgG that indicates recovery and immunity can be detected around
10 to 14 days after infection. The immunity test allows verifying if one person is immune to the
epidemic. The identified immune person could obtain an immunity certificate to have normal social
activities and then be allowed to travel between regions thus impacting our model. Consequently,
the level of social interactions is raised, and then the social economy is recovered.

The other parameters in equation (6.5)-(6.12) are defined as follows:

v1r is the daily individual transition rate from I to R, and y;r = (1—pa)(1—p#)/Ns+pa/Na,

~vrg is the daily individual transition rate from I to H, and vrg = (1 —pa)pa(1 —pu)/Nig,

~ru is the daily individual transition rate from I to U, and vy = (1 — pa)papu/Nio,

~vur is the daily individual transition rate from H to R, and ygr = (1 — pup)/Nur,

~vup is the daily individual transition rate from H to D, and ygp = pup/Nup,

vru is the daily individual transition rate from H to U, and ygy = puu/Nuu,

~vur is the daily individual transition rate from U to R, and vyr = (1 — pup)/Nur,

~yup is the daily individual transition rate from U to D, and vup = pup/Nubp,
with

e p,: the probability of having light symptoms or no symptoms for the infected individuals; pg:
the probability of needing hospitalization for mild or severely ill people; py: the probability
of needing intensive care for mild or severely ill people; pyy: the probability of needing
intensive care under hospitalization without intensive care; pyp: the probability of death
under hospitalization without intensive care; pyp: the probability of death under intensive
care;

e N,: the number of days it takes for an asymptomatic case to recover; Ny: the number of days
it takes for a symptomatic case to recover without hospitalization; N;g: the number of days
a severely symptomatic case requires until hospitalization; Ny p: the number of days before
death in the event of hospitalization; Ngyy: the number of days required for a hospitalized
case until intensive care is provided; Ny p: the number of days before death in the event of
intensive care; Nygr: the number of days it takes for a hospitalized case to recover; Nyg:
the number of days it takes for a case under intensive care to recover.

The infection transmission rate /(t) is the rate of the pandemic transmission from an unde-
tected infected person to susceptible individuals at time instant ¢. As in [MW20], to combine the
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complex effects of lockdown strategy, a time-dependent exponentially decreasing function can be
used to model the transmission rate 5(t),

Bo 0<t<k,

Boexp(—p(t — k) t >k, (616)

B(t) = Poexp(—p(t — K)4) = {

with constant parameters 5y, and k. Note that 5(t) is constant during the initial stage of
implementing effective lockdown strategies such as social distance, quarantine, healthcare, and
mask worn. The transmission rate exponentially decreases at rate p after these lockdown strategies
take effect. The transmission rate §(t) can be illustrated in Figure 6.2. As one of the most

B(t)A

Bo

0 K

Figure 6.2: Transmission rate 8 before and during lockdown.

critical epidemiological parameters, the basic reproductive ratio Ry defines the average number of
secondary cases an average primary case produces in a susceptible population (see [KRO08|). As for
the model in [Cha+20], for the considered model in this chapter, only the I~ individuals transmit
the disease to the susceptible individuals during the early phase of the outbreak. If Ry < 1 (i.e.,
I=(t) < 0), the infection "dies out" over time; inversely, if Ry > 1 (i.e., I~ (t) > 0), the initial
number of susceptible individuals exceeds the critical threshold to allow the pandemic to spread.
Thus the initial basic reproductive rate is

BoS(to)
Ry = —5 0= . (6.17)
N+ yrr + e 1o

When the transmission rate 8(t) and the number of susceptible people S(t) evolve as time goes by, a
dynamic reproductive rate that depends on time is introduced and known as effective reproduction
number R(t) in [Til92]. In this model, it is defined as, for t > 0,

B)S(E)

R(t) = )
/\54) +Y1r + Y1 + 71U

(6.18)

Similarly, when R(t) < 1, the number of secondary cases infected by a primary undetected infected
case on the day t, dies out over time, leading to a delay in the number of infected individuals.
But when R(t) > 1, the number of undetected infected individuals grows over time. Therefore, by
the control of the transmission rate 5(t) that can constrain R(¢) to be less than 1, the number of
infected individuals grows slowly to ease the pressure on medical resources. When S(t) is below a
threshold, the epidemic goes to extinction (see e.g., [PB19]). The required level of vaccination to
eradicate the infection is also obtained from the effective reproduction number.

The compartmental model introduced in Figure 6.1 exhibits a large number of unknown pa-
rameters (20 if we consider Agﬁ = 0). The uncertainty of these parameters can not be neglected.
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As an example, until the end of this section, let us propagate uncertainty at the scale of the region
Auvergne-Rhone-Alpes. The vector of unknown parameters is:

pP= (pa7pH7pU7pHD7pUD7Na7NS;NIHaNHD7NUDaNHRaNUR7R05th/J’7K’7 )‘54)7pHUaNHUaI()_)T~
(6.19)

We take into account the uncertainties on these parameters by considering that each parameter
is uniformly distributed with bounds consistent with typical reported values (see, e.g., [Cha+20]
and references therein). Lower and upper bounds for each parameter are reported in Table 6.1
hereafter.

parameters Pa DH pU PHD PUD N, N, Nrg Nup Nup
lower bounds 0.5 0.15 0.15 0.15 0.2 5 8 8 15 8
upper bounds 0.9 0.2 0.2 0.25 0.3 12 15 12 20 12

parameters Nur Nur Ry to m K /\§4) PHU Nuu Iy
lower bounds 15 15 2.5 2020-02-06 0.03 20 le-4 0.001 1 1
upper bounds 25 20 4.5 2020-02-12 0.1 50 le-3 0.01 10 100

Table 6.1: Uncertainty bounds for all model parameters.

The parameter sampling approach is based on the generation of a low-discrepancy sequence
of 5000 points on the unit hypercube [0,1]?°. Low-discrepancy sequences have the property of
uniformly and regularly filling the unit hypercube, without the clustering issues encountered by
Mounte Carlo samples. Sobol’ sequences [Sob67] are among the best low-discrepancy sequences
with solid theoretical properties and good numerical performance when dimension increases.

Figure 6.3 shows that the prior uncertainty is pretty high since for example the difference
between the 75 % and the 25 % quantiles for the number of people in hospital is more than 50000
at the end of the lockdown period. On images 6.4 and 6.5 we propagate the parameter uncertainty
on the maximum number of people in intensive care units, the date at which this maximum value
is attained, and the total number of reported cases. Note that the total number of reported cases is
obtained from the daily number of reported cases, DR, which is driven by the following equation:

DR(t) = A\ + y11 +vi0)I~ (t) — DR(2).

The maximum number of people in intensive care is particularly important as it provides infor-
mation on the capacities the intensive care units should have to face the sanitary crisis. We show
for each of these three scalar quantities of interest the boxplot which visualizes five summary
statistics (the median, two hinges, and two whiskers) and all outlying points individually. The
lower and upper hinges correspond to the first and third quartiles (the 25th and 75th percentiles).
The upper whisker extends from the hinge to the largest value no further than 1.5 * IQR from
the hinge (where IQR is the inter-quartile range or distance between the first and third quartiles).
The lower whisker extends from the hinge to the smallest value at most 1.5 * IQR of the hinge.
Data beyond the end of the whiskers are called "outlying" points and are plotted individually. We
see for example on these boxplots that the median for the maximum number of people in intensive
care is more than 8000 with the IQR greater than 20000.

Given the importance of uncertainties propagated from the model parameters to the quantities
of interest (e.g., the number of infected people at hospitals), it appears necessary to calibrate the
model. Our calibration procedure is described in the next section.
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Figure 6.3: Prior uncertainty quantification for compartments D (in red), H (in purple), R* (in
blue) and U (in orange) for the region Auvergne-Rhone-Alpes. The bold lines are the pointwise
medians of each functional output, whereas the colored surface is the range between the pointwise

first and third quartiles.
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Figure 6.4: Prior uncertainty quantification for maximum value of U (top), and total number of
reported cases (bottom) for the region Auvergne-Rhone-Alpes.
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Figure 6.5: Prior uncertainty quantification for the day where the maximum value of U is reached
for the region Auvergne-Rhone-Alpes.
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6.2 Parameter identification

In this section, regional scales of France are considered and all age classes are summed to calibrate
the parameters of the pandemic model (6.5)-(6.12) during confinement on the basis of data about
the pandemic in France. Since all regions are not connected during the lockdown, it is sufficient
to identify separately all unknown parameters for each region. From the calibration of the model,
we can observe the effects of lockdown strategies on the unknown variables, in particular for
infected undetected populations and recovered undetected populations. The following weighted
least square cost function is minimized for parameters optimization:

2

- Z 7ti — Zmeas tz
J(p) :Z( (p Z)meas(ti) ( ))

i=1

where p is a vector which consists of calibrated parameters; Z,eqs(t;) is the measured values of
the corresponding observed state vector Z(p, t;) at time ¢;, i = 1,...,n, with n the number of days
considered for calibration. This optimization problem is solved using the Levenberg-Marquardt
algorithm (see [Mor78]). Since it is a local algorithm, we adopt, as in [Vei+20, Chapter 6], a multi-
start approach where the initial values are obtained from a Latin Hypercube Sampling (LHS). LHS
was introduced in [MBCO00| as space-filling designs on the unit hypercube. The LHS is built on
the unit hypercube [0, 1]?° and then rescaled with the upper and lower bounds given in Table 6.1.
The unknown parameter vector p defined in (6.19) is calibrated on daily data for H, U, D, and R™
on the lockdown period 2020-03-18 to 2020-05-11, for each region, from two data sources: the first
one is a public and governmental data source [Gou20| and the second one is a dedicated national
platform with a privileged access [Min20].

The time step is chosen as ten percent of one day for the numerical discretization. A general
solver "scipy.integrate.ode" on Python for ordinary differential equations is used to compute H,
U, D or R" for each region for all time until the end of lockdown. The results of the calibration
are given in Tables 6.2 to 6.5. The results of parameter calibration for the 13 regions in France
are shown in images 6.6 and 6.7.

RegionsParameters Pa PH pU PHD | PUD Ng N
Ile-de-France 0.9 0.15 0.2 0.20 0.3 12.0 | 13.104
Centre-Val de Loire 0.9 0.2 0.2 0.21 0.3 9.674 8.0
Bourgogne-Franche-Comté 0.83 0.18 0.2 0.25 0.3 | 6.423 | 8.576
Normandie 0.9 0.2 0.2 0.25 0.3 | 6.527 15.0
Hauts-de-France 0.9 0.15 0.2 0.244 | 0.3 12.0 15.0
Grand Est 0.9 0.2 0.2 0.25 0.3 12.0 | 14.551
Pays de la Loire 0.9 0.189 0.2 0.193 | 0.3 | 7.608 | 9.191
Bretagne 0.9 0.2 0.2 0.151 | 0.3 12.0 8.153
Nouvelle-Aquitaine 0.9 0.150 0.2 0.15 0.3 | 6.883 15.0
Occitanie 0.9 0.15 0.2 0.15 0.3 | 6.803 | 9.767
Auvergne-Rhone-Alpes 0.9 0.2 0.2 0.176 | 0.3 | 7.820 15.0
Provence-Alpes-Cote d’Azur | 0.852 | 0.192 | 0.192 | 0.15 0.2 | 9.446 15.0
Corse 0.9 0.15 | 0.179 | 0.222 | 0.3 | 6.433 | 13.62

Table 6.2: Optimal values of parameters p,, py, Pu, PHD, PuD, Na, N for each region.
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Figure 6.6: Minimap of regions in France, and result of the parameters calibration for the first 7

regions among 13.
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Figure 6.7: Result of parameters calibration for the last 6 regions among 13.
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RegionsParameters Nru Nup Nup Nur Nur n
Ile-de-France 12.0 20.0 9.724 25.0 20.0 0.10
Centre-Val de Loire 12.0 20.0 12.0 25.0 15.0 0.1
Bourgogne-Franche-Comté 12.0 20.0 8.391 25.0 20.0 0.043
Normandie 12.0 20.0 12.0 | 23.027 20.0 0.1
Hauts-de-France 12.0 20.0 9.303 | 24.331 20.0 0.1
Grand Est 11.221 20.0 8.0 25.0 20.0 0.0997
Pays de la Loire 12.0 20.0 12.0 25.0 20.0 0.1
Bretagne 12.0 15.225 | 12.0 25.0 15.096 0.1
Nouvelle-Aquitaine 12.0 20.0 12.0 25.0 20.0 0.1
Occitanie 12.0 20.0 12.0 25.0 20.0 0.1
Auvergne-Rhone-Alpes 12.0 20.0 12.0 25.00 20.0 0.1
Provence-Alpes-Cote d’Azur | 8.867 20.0 12.0 25.0 20.0 0.084
Corse 12.0 20.0 12.0 25.0 20.0 0.1

Table 6.3: Optimal values of parameters N;g, Nup, Nup, Nur, Nur, i for each region.

RegionsParameters K )\54) PHU Nyu
Ile-de-France 35.759 0.0001 0.001 3.071
Centre-Val de Loire 40.141 0.0001 0.01 10.0
Bourgogne-Franche-Comté 25.360 0.001 0.00291 | 1.564
Normandie 37.718 | 0.000152 0.01 10.0
Hauts-de-France 40.928 | 0.000193 0.01 10.0
Grand Est 33.745 | 0.000261 | 0.0011 | 4.588

Pays de la Loire 43.524 | 0.000296 0.001 8.917
Bretagne 44.838 | 0.000259 0.01 10.0
Nouvelle-Aquitaine 36.702 | 0.000194 | 0.0064 | 2.277
Occitanie 36.056 | 0.000330 0.01 2.094
Auvergne-Rhone-Alpes 37.142 | 0.000247 0.001 3.238
Provence-Alpes-Cote d’Azur | 42.813 0.001 0.01 10.0
Corse 29.198 | 0.000271 0.01 10.0

Table 6.4: Optimal values of parameters &, )\(14), prU, Ngy for each region.

6.3 Network simulation

In order to characterize the dynamics of the pandemic transmission processes during the con-
finement, the epidemiological model (6.5)-(6.12) was described in the previous section. We now
consider the government action of unlocking down after confinement, there is a pandemic trans-
mission effect between each region in France. The following pandemic network model of N regions
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RegionsParameters Iy to Ro
Ile-de-France 30.454 | 11/02/2020 | 4.120
Centre-Val de Loire 1.025 | 11/02/2020 | 3.347
Bourgogne-Franche-Comté 1.0 11/02/2020 | 3.008
Normandie 1.131 | 12/02/2020 | 2.774
Hauts-de-France 200.0 | 10/02/2020 | 2.883

Grand Est 3.508 | 08/02/2020 4.5
Pays de la Loire 1.022 | 06/02/2020 | 2.772

Bretagne 50.582 | 06/02/2020 | 2.5
Nouvelle-Aquitaine 1.282 | 11/02/2020 | 2.950
Occitanie 14.708 | 12/02/2020 | 2.548
Auvergne-Rhéne-Alpes 15.620 | 11/02/2020 | 2.884
Provence-Alpes-Cote d’Azur | 25.299 | 06/02/2020 | 2.583
Corse 1.0 12/02/2020 | 2.859

Table 6.5: Optimal values of initial conditions I , start time of infection ¢y and basic reproduction
rate Rp.

is introduced, for i = 1,..., N

Si(t) = =Bi(t)I;7 (1)Si(t) + > oli,k.t) (f\;f Si(t) — []’V“fsi(t)> , (6.20)
keC; k i

I7(t) = B0 I (0S:(t) = ML (1) — (Vi + Vi + vi) I (1)

+ > olisk,t) (L’” I (t) — ?vk I;(t)) , (6.21)
keC; N v

L) = 200 () = (g + e + o) I (), (6.22)

R (0) = bl (0= OB 0+ 3 otikt) (SR (0 - SER0). (629

keC; k '

RE() = viplf (1) + AR () + i pHit) + i pUi(2), (6.24)
H;(t) = ’Y[H( S () + I+( t) — (7;{1% "‘W}IU + v p)Hi(t), (6.25)
Us(t) = vip (I7 (8) + I (8)) + vigw Hi(t) — (g + ) Us(B), (6.26)
Dit) = 7 pUi(t) + Vi pHi(t), (6.27)

where

e the transmission rate ¢ — f;(t) of region i is a continuous function depending on the scenario
(lockdown or no-lockdown), depending on the time ¢;

e [;i is the number of individuals moving from region ¢ to region k for a given time length
T, depending on the pair (i, k);

e the function o (i, k, t) is a weighting function that determines the mobility between the region
1 and the region k at time ¢. It is assumed to be time-periodic with the period T;j, satisfies

fOT“"' o (i, k,t)dt = 0, and takes value in the interval [—1,1];

e Nj is the population of region k; the other parameters /\(14i), Y4 p... depend on the location
i

e (; is the set of all regions that have a pandemic transmission with region i.
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As the fast periodic switching policy in [Bin+20], we consider the inverse of the (same) exponential
function of infection transmission rate 5(¢) in (6.16) to denote f;(t). Even though the end of
confinement, the social strategies still go on, so a continuous function §(t) is used for the whole
transmission process of COVID-19 from the start date of infection,

B(t) = {ﬁo exp(—u(t — k)4 ), during lockdown, (6.28)

(60 exp(_:u‘(tend - H)-‘r) - /80) exp(—,u(t — tend — K)-l—) + BO’

after lockdown, with the end time of lockdown t¢,q.
The transmission rate 3(¢) for the whole transmission process is illustrated in Figure 6.8. For the

B(t)a
Bo

0

Figure 6.8: Transmission rate 8 for network model.

mobility analysis after lockdown, we compute the mobility matrix {ﬁ}“k’ N xn using data of the

displacement of population in France as measured by the Institut national de la statistique et des
études économiques (INSEE). To be more specific, the professional displacements and the scholar

displacements are given for each French city in [INS20] for some age classes. This information
allows us to compute, for each k = 1,...,N,i=1,...,N, %Vk; as the fraction of people (with
respect to the total population in region k) travelling from the region k to the region i. For the

numerical simulation, we assume that the mobility matrix is computed for a time length of one

day (that is Tj, = 1 day) for any pair of regions (i, k). The components of the matrix {ﬁ}‘; N xN
are shown in Tables 6.6-6.8.

Region kRegion i Ile-de-France | Centre-Val de Loire | Bourgogne-Franche-Comté | Normandie
Ile-de-France 0.000e+00 3.662¢-04 1.870e-04 3.828e-04
Centre-Val de Loire 5.485e-03 0.000e+00 8.279%-04 5.642e-04
Bourgogne-Franche-Comté 1.136e-03 4.346e-04 0.000e+-00 5.651e-05
Normandie 2.803e-03 6.993e-04 5.574e-05 0.000e+00
Hauts-de-France 4.077e-03 6.803e-05 8.013e-05 5.169e-04
Grand Est 7.146e-04 5.116e-05 5.833e-04 6.038e-05
Pays de la Loire 7.411e-04 6.476e-04 5.488e-05 8.895e-04
Bretagne 6.099e-04 1.103e-04 4.689e-05 4.358e-04
Nouvelle-Aquitaine 6.153e-04 3.345e-04 6.910e-05 7.362e-05
Occitanie 4.616e-04 5.165e-05 7.992e-05 5.219e-05
Auvergne-Rhone-Alpes 4.855e-04 1.066e-04 8.104e-04 5.503e-05
Provence-Alpes-Cote d’Azur 5.062e-04 4.511e-05 8.287e-05 5.736e-05
Corse 8.718e-04 1.388¢-04 1.388e-04 9.041e-05

Table 6.6: First part of components of mobility matrix {ﬁ;”k INxN-

For the numerical simulation, we choose 1 hour as the time step. As far as the function o is
concerned, for any regions i and k, o(i,k,t) is constant and negative between time ¢ =7am and
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Region kRegion i Hauts-de-France | Grand Est | Pays de la Loire | Bretagne | Nouvelle-Aquitaine
Ile-de-France 7.848e-04 3.485e-04 2.200e-04 1.412e-04 2.667e-04
Centre-Val de Loire 1.475e-04 1.452e-04 7.035e-04 1.668e-04 7.710e-04
Bourgogne-Franche-Comté 1.020e-04 1.203e-03 6.397e-05 5.295e-05 1.091e-04
Normandie 8.391e-04 1.043e-04 6.113e-04 4.062e-04 1.193e-04
Hauts-de-France 0.000e+4-00 6.536e-04 6.719e-05 7.274e-05 8.853e-05
Grand Est 3.738e-04 0.000e+-00 7.719¢-05 7.086e-05 8.116e-05
Pays de la Loire 1.112e-04 8.988e-05 0.000e+-00 1.470e-03 1.013e-03
Bretagne 1.175e-04 9.190e-05 1.661e-03 0.000e-+00 1.835e-04
Nouvelle-Aquitaine 1.229e-04 8.998e-05 6.295e-04 9.172e-05 0.000e+00
Occitanie 1.169e-04 9.261e-05 7.412¢-05 6.760e-05 1.044e-03
Auvergne-Rhone-Alpes 1.262e-04 1.512e-04 6.770e-05 6.426e-05 2.210e-04
Provence-Alpes-Cote d’Azur 1.212e-04 1.117e-04 5.164e-05 6.124e-05 1.312e-04
Corse 1.970e-04 1.647e-04 6.781e-05 1.292e-04 4.036e-04

Ly

Table 6.7: Second part of components of mobility matrix { i INxN-

Region kRegion i Occitanie | Auvergne-Rhéne-Alpes | Provence-Alpes-Cote d’Azur Corse
[le-de-France 2.133e-04 3.019e-04 1.429¢-04 1.001e-05
Centre-Val de Loire 1.209e-04 3.582e-04 6.160e-05 2.747e-06
Bourgogne-Franche-Comté 1.009e-04 1.918e-03 1.084e-04 3.198e-06
Normandie 8.647e-05 1.681e-04 6.719e-05 2.712e-06
Hauts-de-France 8.618e-05 1.409e-04 5.090e-05 1.008e-06
Grand Est 7.556e-05 1.791e-04 1.106e-04 1.808e-06
Pays de la Loire 9.884e-05 2.159e-04 5.404e-05 2.520e-06
Bretagne 1.097e-04 1.638e-04 6.189e-05 6.252e-06
Nouvelle-Aquitaine 9.997e-04 3.356e-04 9.190e-05 4.873e-06
Occitanie 0.000e+-00 6.060e-04 1.626e-03 7.430e-06
Auvergne-Rhéne-Alpes 3.787e-04 0.000e+00 4.293e-04 6.202e-06
Provence-Alpes-Cote d’Azur | 1.115e-03 8.193e-04 0.000e+00 2.613e-05
Corse 5.199e-04 3.487e-04 1.698e-03 0.000e+4-00

Table 6.8: Third part of components of mobility matrix {%\;“kl INxN-
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o(i,k,t)

Figure 6.9: Weighting function o (4, k, .) for mobility matrix, for any pair of regions (i, k).

t =10am and a(i k,t) is constant and positive between ¢ =5pm and ¢t =8pm, zero otherwise and
satisfies fd o(i, k,t)dt = 0. See Figure 6.9 for the discretized version of the function t — o (i, k, t).
Physically, 1t corresponds to constant traffic of people in the morning from region ¢ to region k and
constant traffic of people back in the afternoon. The simulation results of the considered network
model for 13 regions in France are shown in images 6.10 and 6.11, all parameters and the values
of all states at the starting date of lockdown have been identified during the lockdown, and the
end date of confinement is 11th of May in France. Note that the end of the simulation horizon
on images 6.10 and 6.11 is the beginning of August, thus the calibrated parameters appear to fit
very well to the data during 2.5 months, which is very positive.

6.4 Network of cities

In this section, we use the parameter identification method developed in Section 6.2 to simulate
another network of areas. Instead of considering the network of the 13 metropolitan regions as
in Section 6.3, we consider the network of all French cities. There are around 36.000 cities in
France, and INSEE measures the displacement of people between each couple of cities [INS20].
To simulate the transport effect on the pandemic dynamics, we follow the same approach as in
Section 6.3. To be more specific, we use the same model as (6.20)-(6.27) but instead of considering
N = 13 regions, we consider N = 36.000 cities:

$i(H) = —BOI DS + Y oli, 1) (L’“ Si(t) — L““s-@) (6.29)

’ L ' N, N; ’ '
keC;
I (1) = B0 (OSi(6) = N 17 (1) = Gk +viw +70) T ()

AN (L’sz () — ?V“?Ji(t)) , (6.30)

keC;
; 41) y— ) ) i
L) = MU7 () — (g + i + i) I (), (6.31)
: ; i) p— . Ly Lix
Ry (6) =viply () = MR (1) + Y olikt) ( N0 = R <t>) . (63
keC; v

6.33
6.34
6.35
6.36

R (t) = vipli (8) + AR (1) + vigp Hi(t) + 7 rUs (),
Hi(t) = 7 (I (8) + I (8) — (Virr + Virw + Vi) Hi(t),
U,
D;

Ti(t) = i (I () + I (4) + vio Hi(t) — (Vor + Y6 p)Ui(E),
. (t) ’VIZJDUl( )+7HDH( )7 i = 13"'3Na

~—~ o~ —~
o — —
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Figure 6.10: Minimap of regions in France, and simulation of pandemic network model for first 7

regions among 13.
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Figure 6.11: Simulation of pandemic network model for the last 6 regions among 13.
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where Lj; is the number of individuals moving from city k to the city ¢ and is derived from the
real data of INSEE, and C; is the set of all cities that have a pandemic transmission with city 3.
All the other parameters are chosen as the ones of the region to which each city belongs.

To simulate this system of 8 x 36.000 differential equations, we now specify initial conditions.
To simplify, the epidemic start date of each city is taken as the same as the epidemic start date
of the region to which it belongs, and the initial condition for the undetected infected individuals
I, for the capital of each region is one of the regions, while it is set to 0 for all other cities in the
region. It is equivalent to saying that the pandemic dynamics start at the capital of each region.
The population of each French city is used as the initial condition for the susceptible individuals.

The transport effect between cities is seen on images 6.12-6.14.

In these images, we observe the spatial evolution of the pandemics between 2020-03-17 and
2020-08-01. At an early date, the results are impacted by the initial conditions. During the
lockdown, the pandemic is just located in the regional capitals because no infected people can go
out of the capitals (compare the left and right parts of Figure 6.12 with the left part of Figure 6.13)
and recall that the end of the lockdown in France in the 11th of May. Then the effect of transport
between cities is seen after lockdown when other cities than capitals are affected see Figure 6.13
(right) and Figure 6.14. Using Figure 6.13 (right) and Figure 6.14 allows to conclude that the
number of undetected infected are decreasing until the 1st of August. Note that we did not model
the wearing of cloth face coverings in public settings, which could be included in the modeling of
the transmission rate 5(t).

6.5 Discussion and a new integro-differential model

In this section, the general form of an integrodifferential model capable of integrating different age
classes and areas is introduced to discuss the transport effect of COVID-19 in France after the
lockdown. By "areas" we mean a given geographical scale as the set of 13 Metropolitan regions
(as considered in Section 6.3), or the set or all 101 French departments, or all cities (as considered
in Section 6.4), or other geographical areas. For each age class a € ages in area x € areas, we
consider the following integrodifferential equations, for any time ¢ > 0 after confinement,

0X(a.2.t) =fa(X(o ) + [ ola.t)(Anla,z,.0X(a,0.0)

areas
- Aout(aa z,Y, t)X(CL, z, t)) dy + Femt(aa z, t)a (637)
with
e ages, the set of different age classes of the population, depending on the age scale under
study. As an example, we can consider all scholar age classes, or elderly ages, or a mix of

such age classes as the set

ages = {—15, 15 — 44, 44 — 64, 65 — 74, 75—} ;

e areas, the set of different areas of the population under study, depending on the considered
geographical scale. As an example, considering all metropolitan regions, as considered in
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Figure 6.12: The maps of the transport effect between cities in France (undetected infected plus
detected infected from 0% (blue) to 2% (magenta) of the population for each commune): the date
for the map on the top is 2020-03-17 (start date of the lockdown in France) and the one for the
map on the bottom is 2020-04-01.
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Figure 6.13: The maps of the transport effect between cities in France (undetected infected plus
detected infected from 0% (blue) to 2% (magenta) of the population for each commune): the date
for the map on the left is 2020-05-01 and the one for the map on the right is 2020-06-01.
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e

T -

Figure 6.14: The maps of the transport effect between cities in France(undetected infected plus
detected infected from 0% (blue) to 2% (magenta) of the population for each commune): the date
for the map on the left is 2020-07-01 and the one for the map on the right is 2020-08-01.
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Section 6.3, yields the set
areas :{Tle - de - France, Centre-Val de Loire, Bourgogne - Franche - Comté,
Normandie, Hauts - de - France, Grand Est, Pays de la Loire,
Bretagne, Nouvelle - Aquitaine, Occitanie, Auvergne - Rhone - Alpes,
Corse, Provence - Alpes - Cote d’Azur},
As another example, considering all French departments give a set of 101 areas, or considering
the geographical scale of French cities yields a set of around 36.000 areas, as considered in
Section 6.4 and so on... We can even consider the set of countries to model the international
transport effect when international activities become more frequent.

e X(a,r,t) € R® is the 8-vector consisting of compartments of the age class a, in the area ,
at time ¢;

e For all age class a, f,(X (., z,t)) is the pandemic transmission dynamics for age class a from all
other age classes in the area x at time ¢t. Without considering the age effect, it is given by the
right-hand side of systems (6.5)-(6.12). Inspired by the contact matrix approach developed
in e.g. [KR08, Chapter 3, Page 76|, by considering multiple age classes, the transmission
term is the following integral

/ Bua(t)I™ (b,2, 1) db S(a,,t)
ages
instead of
I~ (t)S(t)
where 8,1, (t) is the contact function between age classes a and b, in the area z, and at time
t. Therefore the function f, is given by
fo(X(2,0) = .
= Juges Bap,z () (b,z,t)db S(a,z,t),
Jrges Bapa ()T~ (0, 2,1 db S(a,2,1) = NPT~ (a,2,) = (yrr +v1m +10) T (a,2,t),
MUT (@, 2,) = (v + viw +v10) T (a, 2, 1),
_ 4) e
virl~ (a,z,t) — )\g 'R (a,x,t),
virI T (a,z,t) + )\gl)R* (a,z,t) + yurH(a,z,t) + yvvrU (0, 2, 1),
fYIH(I_(avxat) + I+(a,a:7t) - (rYHR + YHU + ’7HD)H(G,Z’,t),
,)/IU(I_ (a/) z, t) + I+ ((L, x, t) + ’YHUH<G7 €, t) - (’YUR + ’YUD)U(C% z, t)7
yupUl(a,z,t) +yupH(a,z,t)
where all parameters depend on the age class a and the area x;
o Ain(a,x,y,t) € R is the density of people coming (in) area x from area y € areas at time ¢,

for age class a;

Aout(a, z,y,t) € R is the density of people going to (out) area y € areas from area x at time
t, for age class a;

Feri(a,z,t) € R? is the external flux coming into location x at time ¢ in the age class a. As an
example for the simulations of Section 6.3 (where the metropolitan regions are considered)
and of Section 6.4 (where all French cities are considered), it is 0 because the boundary of
France is close (at the time of the simulation);
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e o(a,x,y,t) is a weighting function that determines the mobility between area x and area v,
at time time ¢ for the age class a. It stands for a (lockdown or no-lockdown) function for the
age class a, between the areas x and y at time ¢. As an example, before the 11th of May, it
was forbidden to travel for more than 100km in France. Such a policy could depend on the
age classes and on the areas, e.g., to control so-called "clusters" of COVID-19;

. fmws ola,z,y,t)Nin(a,z,y,t) X (a,y,t) dy provides the total number of people coming into
area x from all the other areas;

o [ us0(a,x,y,t)Aoyi(a, z,y,t) dy X (a,z,t) provides the total number of people coming from
area x into any of the other areas.

Equation (6.37) describes the network dynamics of the COVID-19 pandemic after lockdown
and the transport effect on different age classes on the basis of the regional pandemic transmission
dynamics during the lockdown. The interest of this model is that it could be adapted to any
geographical scale, and to all age classes. From a control point of view, the most important
term is o(a,x,y,t) which defines the lockdown policy that defines the mobility between areas x
and y at time ¢ for the age class a. Many control problems could be studied for this model, as
optimal control to reduce the pandemic effect, or to minimize mortality in particular. It is of great
importance for the mobility dynamics of the pandemic.

Beyond that, inspired by advection-diffusion modeling of population dynamics (as consid-
ered in [FMO7]), it is natural to model the displacement inside a given area by a diffusion term
(see [Cra80]). The corresponding model is formulated as follows:

KX (a,x,t) =fo (X (., 2,t)) + d(a,z,t) 0 X (a, x,t) + / ola,x,y,t) (Am(a, x,y,t) X (a,y,t)

areas

- Aout (aa z,Y, t)X(a7 z, t)) dy + Fewt ((I, Zz, t)a (638)

where the diffusion coefficient d(a, x,t) is a function that depends on age class a, areas x and time
t.

This 2nd order partial differential equation predicts, for age class a in the area x, how diffu-
sion and displacement cause the number of individuals in the different compartments, especially
undetected infectives and deaths. As long as one susceptible person is infected after directly or
indirectly contacting disease carriers in the area x, diffusion takes place. When the number of
infectious individuals in a local area is low compared to the surrounding areas, the pandemic will
diffuse from the surroundings, so the number of infections in this area will increase. Conversely,
the pandemic will diffuse and the number of infections will increase in the surrounding areas.

Finally, gender differentiation or other properties may be taken into account to characterize
types of populations and to study the optimal lockdown control of pandemic dynamics based on
our previous work. It is worth stressing that, in the long run, optimal lockdown strategies should
consider the balance between the lower number of deaths and minimum healthcare and social
costs.

6.6 Conclusion

In this chapter, we investigated an extended model of the classical SIRD pandemic model to
characterize the regional transmission of COVID-19 after the lockdown in France. Incorporating
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the time delays arising from incubation, testing, and the complex effects of government measures,
an exponential function of the transmission rate g was presented for the regional model. By fitting
the regional model to the real data, the optimal parameters of this regional model for each region
in France were derived. Based on the previous results of the extended model, we introduced and
simulated a network model of pandemic transmission between regions after confinement in France
while considering age classes. Regarding the transmission rate 8 for the network model, we selected
a continuous function related to the reciprocal function of 8 during lockdown to contribute to the
transport effect after lockdown. By using the same model and method, we simulated the pandemic
network for all cities in France to visualize the transport effects of the pandemic between cities.
Considering age classes, we discussed an integrodifferential equation for modeling the network of
infectious diseases in the discussion part.

In future works, we will formulate and study optimal control problems in order to balance the
induced sanitary and economic costs. The lockdown strategies implemented in France should be
evaluated and compared to the proposed optimal strategies.



CHAPTER 7

Conclusion and perspectives

The analysis of stability and rejection of disturbances for homogeneous and heterogeneous hyper-
bolic PDEs traffic flow systems has been addressed in this thesis. The motivation is to optimally
solve the traffic congestion problem with the high traffic demand at the left inlet and a bottleneck
in the downstream boundary of the considered road segment. Inspired by the research of traffic
flow systems, by using the optimization method to fit the extended regional ODEs model and
network model to the real data, parameters of pandemic models are identified, and then the pan-
demic network for all cities in France is simulated to visualize the transport effects of the pandemic
between cities.

For homogeneous traffic flow systems, this research addressed the problem of seeking the op-
timal tuning PI boundary feedback controller and designing an observer-based output feedback
control law for the linearized ARZ system. The conditions for finite-gain L? stability and the com-
putation of the L? gain were given in Chapter 2. Based on these conditions, we formulated and
solved an optimization problem to derive the optimal tuning PI controller. Moreover, numerical
simulation emphasizes the interest of this optimal tuning controller for the nonlinear model. In
Chapter 3, a full-state feedback controller was designed to stabilize the linearized ARZ model. And
designing an exponentially convergent observer with proper injection gains, an output feedback
controller, and the iISS of a closed-loop system were achieved by only measuring the upstream
inlet vehicles’ velocity.

For heterogeneous traffic flow systems, the robust control problem was studied to stabilize
the multi-type linearized AR traffic flow system in Chapter 4. A controller was designed by
using backstepping and the existence of an optimal tuning controller was validated by solving the
optimization problem. Then, in Chapter 5, applying the control law which was designed for the
linearized system to the quasi-linear system to solve the problem of boundary stabilization by
actuation at the inlet boundary of the considered road segment.

In Chapter 6, an extended model of the classical SIRD pandemic model is studied to char-
acterize the regional transmission of COVID-19 after the lockdown in France. Incorporating the
time delays arising from incubation, testing, and the complex effects of government measures and
fitting the regional model to the real data, the parameters of the regional model are identified for
each region in France. Based on the previous results of the extended model, we introduced and
simulated a network model of pandemic transmission between regions after confinement in France
while considering age classes. By using the same model and method, we simulated the pandemic
network for all cities in France to visualize the transport effects of the pandemic between cities.
Considering age classes, we discussed an integrodifferential equation for modeling the network of
infectious diseases in the discussion part.

The main challenges in the future are:

e optimization problems of traffic flow systems with respect to other control objectives such
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as the minimum fuel consumption, CO> emissions, total travel time and the maximum
throughput, driving comfort;

studying the class of nonlinear traffic flow systems with L? disturbance or other disturbance
measurement methods to maximize the disturbance rejection capacity, generalizing what is
done in Chapter 2;

the extension of the optimization problem to the network of roads with consecutive bottle-
necks;

introducing some new technologies, such as the event-triggered communication technique
(working with Nicolas Espitia and Ying Tang on a joint paper of robust event-triggered
control for the ARZ traffic flow system by using small-gain method).
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Résumé — Dans mes recherches, le controle optimal tuning du trafic des régimes de congestion
est étudié pour rejeter les perturbations et stabiliser le trafic. La perturbation s’applique a la limite
du modéle de flux de trafic. Afin d’analyser et de concevoir le controleur PI optimal tuning pour
le modéle Aw-Rascle-Zhang linéarisé, le gain Lo est calculé pour estimer le rejet de perturbation.
L’estimation d’une borne supérieure du gain Lo, de la perturbation & la sortie controlée, peut étre
formulée comme un probléme d’optimisation avec des inégalités matricielles linéaires pour calculer
des conditions traitables numériquement. Un controle de rétroaction de sortie optimal tuning
basé sur un observateur est conc¢u pour la répartition du trafic afin de dissoudre la congestion
du trafic a4 'aide de la méthode de retour en arriére et de 'optimisation. Le modéle Aw-Rascle-
Zhang linéarisé est pris en compte avec les conditions aux limites constituées d’une frontiére a
densité constante et d’une chute de vitesse & I’entrée amont d’un goulot d’étranglement, et d’'une
frontiére a perturbation d’afflux (forte demande de trafic) a Pentrée du trongon routier considéré.
A propos d’une loi de controle aux frontiéres optimale pour un modéle de trafic Aw-Rascle (AR)
hétérogéne de classe N, aprés linéarisation des équations du modéle autour des états stationnaires
en fonction de la variable spatiale et en utilisant la méthode de backstepping, un contréleur mis
en ceuvre par une mesure de rampe & la limite d’entrée est congue pour rejeter les perturbations
afin de stabiliser le systéme de trafic hétérodirectionnel. La stabilité entrée-état intégrale H?2
d’un systéme de trafic multi-type décrit par des équations aux dérivées partielles hyperboliques
quasi-linéaires du premier ordre est obtenue en boucle fermée avec un controleur de frontiére a
la frontiére d’entrée de la section de route considérée. En utilisant la transformation de retour
en arriére, la stabilité intégrale entrée-état du systéme quasi-linéaire est dérivée en mappant le
systéme quasi-linéaire transformé en un systéme cible stable entrée-état intégral pour lequel une
fonction de Lyapunov stricte est construite.

Mots clés : Modéle de trafic, Congestion du trafic, Perturbations, Backstepping, Controleur
optimal tuning.

Abstract — In my research, optimal tuning traffic control of congestion regimes is investigated
to reject the disturbances and stabilize the traffic. The disturbance applies at the boundary of
the traffic flow model. To analyze and design the optimal tuning PI controller for the linearized
Aw-Rascle-Zhang model, the Ly gain is computed to estimate the disturbance rejection. The es-
timation of an upper bound of the Ly gain, from the disturbance to the controlled output, can
be formulated as an optimization problem with linear matrix inequalities to compute numerically
tractable conditions. An optimal tuning observer-based output feedback control is designed for
traffic breakdown to dissolve traffic congestion using the backstepping method and optimization.
The linearized Aw-Rascle-Zhang model is taken into account with the boundary conditions consist-
ing of a boundary with a constant density and a speed drop at the upstream inlet of a bottleneck,
and a boundary with a disturbance of inflow (high traffic demand) at the inlet of the road segment
under consideration. About an optimal tuning boundary control law for a heterogeneous N-class
Aw-Rascle (AR) traffic model, after linearizing the model equations around the equilibrium de-
pending on the spacial variable and using the backstepping method, a controller implemented by
a ramp metering at the inlet boundary is designed for rejecting the disturbances to stabilize the
hetero-directional traffic system. The H? integral input-to-state stability of a multi-type traffic
system described by first-order quasi-linear hyperbolic partial differential equations is obtained
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in a closed loop with a boundary controller at the inlet boundary of the considered road sec-
tion. Making use of the backstepping transformation, the integral input-to-state stability of the
quasi-linear system is derived by mapping the transformed quasi-linear system into an integral
input-to-state stable target system for which a strict Lyapunov function is constructed.

Keywords: Traffic model, Traffic congestion, Distubances, Backstepping, Optimal tuning
controller.
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