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Résumé

La these porte sur des problemes de controle optimal ou la dynamique est donnée par
des équations différentielles avec mémoire. Pour ces problémes d’optimisation, des condi-
tions d’optimalité sont établies; celles du second ordre constituent une part importante
des résultats de la these. Dans le cas — sans mémoire — des équations différentielles ordi-
naires, les conditions d’optimalité standards sont renforcées en ne faisant intervenir que les
multiplicateurs de Lagrange pour lesquels le principe de Pontryaguine est satisfait. Cette
restriction a un sous-ensemble des multiplicateurs représente un défi dans I’établissement
des conditions nécessaires et permet aux conditions suffisantes d’assurer ’optimalité locale
dans un sens plus fort. Les conditions standards sont d’autre part étendues au cas — avec
mémoire — des équations intégrales. Les contraintes pures sur ’état du probléme précédent
ont été conservées et nécessitent une étude spécifique a la dynamique intégrale. Une autre
forme de mémoire dans I’équation d’état d’un probleme de contréle optimal provient d’'un
travail de modélisation avec ’optimisation thérapeutique comme application médicale en
vue. La dynamique de populations de cellules cancéreuses sous 'action d’un traitement
est ramenée a des équations différentielles a retards; le comportement asymptotique en
temps long du modele structuré en age est également étudié.

Mots-clefs

contrble optimal, conditions d’optimalité, équations différentielles avec mémoire, dyna-
mique de populations, application médicale

Optimal control of differential equations
with — or without — memory

Abstract

The thesis addresses optimal control problems where the dynamics is given by differential
equations with memory. For these optimization problems, optimality conditions are pro-
vided; second order conditions constitute an important part of the results of the thesis. In
the case — without memory — of ordinary differential equations, standard optimality condi-
tions are strengthened by involving only the Lagrange multipliers for which Pontryagin’s
principle is satisfied. This restriction to a subset of multipliers represents a challenge in
the establishment of necessary conditions and enables sufficient conditions to assure local
optimality in a stronger sense. Standard conditions are on the other hand extended to the
case — with memory — of integral equations. Pure state constraints of the previous problem
have been kept and require a specific study due to the integral dynamics. Another form of
memory in the state equation of an optimal control problem comes from a modeling work
with therapeutic optimization as a medical application in view. Cancer cells populations
dynamics under the action of a treatment is reduced to delay differential equations; the
long time asymptotics of the age-structured model is also studied.

Keywords

optimal control, optimality conditions, differential equations with memory, population
dynamics, medical application
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Introduction

1 Introduction générale

1.1 Controdle optimal et équations différentielles avec mémoire

Le contréle optimal correspond & la branche optimisation de la théorie mathématique
du controle ; un probléme de controle optimal est avant tout un probléme d’optimisation
dans des espaces de Banach. Une forme générale d’un tel probleme, que 'on nomme ici
probléme abstrait d’optimisation, est la suivante : soient X et Y deux espaces de Banach,
K C Y un convexe fermé, J: X - R et G: X — Y ; on considere alors le probleme

mi)r(l J(z) sous la contrainte G(z) € K. (Py)
re

Dans un probleme de controle optimal, 'espace X est celui des couples de fonctions (u, y)
ou u est un controle et y un état. Le controle et ’état sont liés par un systéme dynamique,
qui s’apparente a une contrainte d’égalité, dans lequel le contrdle peut étre choisi extérieu-
rement alors que I’état en est la solution. Un tel probléme est généralement équivalent a sa
version réduite, ou la variable d’optimisation est uniquement le controéle u et ou la fonction
objectif J et la contrainte G portent sur u et ’état associé via le systeme dynamique y[u].

Le cadre classique du contrdle optimal est celui des équations différentielles ordinaires :
le systéeme dynamique, que l'on appelle équation d’état, est de la forme

g(t) = f (8 u(t), y(1)),

et par exemple u € L*®(0,T;R™), y € W1 (0,T;R"). Une telle équation peut é&tre
vue comme un cas particulier — sans mémoire — d’équations d’état que 'on qualifiera
d’équations différentielles avec mémoire et qui s’écrivent

g(t) = (f (,u-), y()) s ve)

ol v est pour tout ¢ > 0 une mesure a support dans [0, ¢]. Le sens & donner a cette écriture
est le suivant :

(f @ u(),y()) v = /[O ] f(tu(s),y(s)) dv(s).

La mémoire dans I’équation a l'instant ¢ est ainsi représentée par la mesure vy, le passé
étant [0,t]. Le cadre des équations différentielles avec mémoire couvre un certain nombre
de systémes dynamiques de forme connue :

1. les équations différentielles ordinaires, comme annoncé, avec v; := &;. La masse de
Dirac §; porte uniquement sur I'instant présent ¢ ; ces équations n’ont pas de mémoire
dans ce sens.
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2. les équations différentielles a retard discret

y(t) = f (ta u(t - 7—)’ y(t - T)) )
avec vy :=0s_, sit > 7, 7 > 0 fixe. La mémoire se concentre sur un instant, toujours

a méme distance dans le passé.

3. les équations différentielles a argument dévié

y(t) = f (ta u(at), y(et)) 9
avec v := 0g,, 0 < 0; <t variable. La mémoire est encore ponctuelle.
4. les équations différentielles a retard distribué

0= [ Ftu(s).u(s)) ds,

t—7
avec vy = X(th,t)El sit>7,7>0et L' désignant la mesure de Lebesgue. La
mémoire prend ici en compte une portion de longueur fixe du passé.

5. les équations intégro-différentielles de type Volterra

i) = [ £ uls).pls) s,

avec vy 1= X(O,t)ﬁl. La mémoire prend en compte tout le passé.

Ce cadre peut étre étendu en considérant pour tout ¢ des mesures v & valeurs dans RF.
On peut alors ajouter aux exemples précédents

6. les équations différentielles obtenues en sommant les membres de droite des équations
citées ci-dessus; en particulier les équations intégrales de type Volterra

o) = y(0)+ [ F (u(s),5(5)) ds,

avec v} =0y, fli=f, V2 = X(07t)£1, 2= %.

Outre le systéeme dynamique, les autres éléments d’un probleme de contrdle optimal,
en tant que probleme d’optimisation, sont une fonctionnelle & minimiser — ou maximiser
— sur 'ensemble des trajectoires et éventuellement des contraintes que doivent satisfaire
les trajectoires pour étre admissibles. Une forme générale de fonction objectif en controle
optimal est celle de Bolza :

T
Tusy) = [ u(®).y(0)dt + 6(4(0),y(T))

En introduisant une variable d’état supplémentaire, cette fonction colit peut toujours se
mettre sous la forme de Mayer :

J(u,y) == ¢(y(0),y(T)).

Les contraintes peuvent étre imposées dans des espaces vectoriels de dimension finie ou
infinie. Les contraintes terminales sur ’état

®(y(0),y(T)) € K
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avec K un polyedre, qui incluent également via I'introduction d’une variable d’état sup-
plémentaire les contraintes isopérimétriques

T T
| ntu@®.y@ndt <z oon [ bttt ye)de = L.
0 0

le sont dans un espace de dimension finie. Les contraintes sur la trajectoire, mixtes sur le
controle et I'état

c(t,u(t),y(t)) <0
ou pures sur ’état
g(t,y(t)) <0
a tout instant, sont quant a elles vues dans différents espaces de fonctions de dimension
infinie.
Un probléme de contréle optimal d’équations différentielles avec mémoire dans sa gé-
néralité peut finalement se présenter ainsi :

min _ @(y(0),y(T)) sous les contraintes

(u,y)EUXY
y(t) = (f (t,u(-),y()) ) t€(0,7T),
®(y(0),y(T)) € K, (Pc)

c(t,u(t),y(t)) <0 te(0,T),
g9(t,y(t)) <0 ¢ (0,7),

o U := L*>®(0,T;R™), Y := Whe(0,T; R").

1.2 Conditions d’optimalité

Les conditions d’optimalité pour un probléeme d’optimisation visent & en caractériser
les solutions, autrement dit les extrémas. Les conditions nécessaires permettent d’isoler des
candidats a 'optimalité, ou du moins d’en éliminer et de déduire des propriétés qualitatives
et quantitatives sur les solutions; les conditions suffisantes assurent quant a elles qu’un
extremum potentiel est effectivement localement optimal. Les conditions du premier et du
second ordre sont également a la base d’algorithmes de type méthode de Newton — pour
résoudre numériquement le probleme d’optimisation — et de la preuve de leur caractere
bien posé. Les conditions du second ordre sont de plus étroitement liées a l'analyse de
sensibilité de problémes d’optimisation soumis a des perturbations [25].

Pour un probléme abstrait d’optimisation (P4]), les conditions d’optimalité sont for-
mulées a l'aide du Lagrangien

LN(z) = J(2) + (A, G(x))

ou A € Y* — l'espace dual de Y — et (-,-) désigne le produit de dualité. Les conditions
nécessaires du premier ordre expriment, pour un minimum local Z satisfaisant une certaine
condition de régularité — dite condition de qualification — de la contrainte, ’existence de
multiplicateurs de Lagrange [92] :

A= {r e Ng(G(@) : LIN'(2) = 0} £0,

avec Nk (-) le cone normal a K au point considéré. Une formulation des conditions néces-
saires du second ordre est la suivante [I1] : sous la méme condition de régularité, pour
tout v € CF(z), il existe A € A tel que

LIN"(@)(v,0) > 0
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L’ensemble C®(Z) est un sous-cone, constitué de directions radiales pour la contrainte
linéarisée, du cone critique C'(Z) qui intervient dans les conditions suffisantes du second
ordre [67] : si Z est admissible et régulier et s’il existe o > 0 tel que pour tout v € C(z),
il existe A € A tel que

LIN"(@)(v,v) > offv]?,

alors T est un minimum local.

Pour un probleme de contrdle optimal d’équations différentielles ordinaires, sans mé-
moire, c¢’est-a-dire de la forme (Pg)) avec v := d; pour tout ¢, les conditions d’optimalité
s’expriment en fonction du Hamiltonien

H[p] (t’ U, y) = pf(ta U, y)

En effet, en notant p la variable duale relative a la contrainte dynamique, le Lagrangien
de ce probleme d’optimisation fait intervenir

/OT Hp()](t, u(t), y(t))dt.

Les conditions nécessaires du premier ordre pour un minimum local (u,y) se traduisent
alors, dans le cas sans contrainte, par l'existence d’un état adjoint p solution du probléme

aux deux bouts
—p(t) = DyH [p(t)](¢t, u(t), y(t))
p(T) = ¢(?7( ), 5(T))
—p(0) = y0¢(_( ), 5(T))

et pour lequel le Hamiltonien satisfait, pour presque ¢, la condition de stationnarité

Dy H[p(t)](t, a(t), y(t)) = 0.

L’état adjoint est ici unique, ce qui n’est plus le cas en général en présence de contraintes.

Les conditions du second ordre se déduisent de facon similaire, avec les complications
suivantes : d’une part, pour des problémes avec contraintes pures sur 1’état, le cone des
directions critiques et radiales des conditions nécessaires est significativement plus petit
que celui des directions seulement critiques des conditions suffisantes. Pour réduire I’écart
entre ces conditions, il faut soit établir celles nécessaires directement sur le cone critique :
un effet enveloppe-like, découvert par Kawasaki pour les problemes d’optimisation avec
une infinité de contraintes d’inégalité, apparait alors [34], 58] ; soit reformuler le probléme
suivant une approche par réduction. D’autre part, pour tout probleme de contrdle optimal,
les conditions suffisantes ne peuvent étre satisfaites pour la norme || - | ; il faut en partie
travailler avec la norme || - ||2, d’ou la two-norm discrepancy [66].

Outre les conditions d’optimalité héritées de la théorie de l'optimisation dans des
espaces de Banach, il existe avec le principe de Pontryaguine des conditions nécessaires
du premier ordre plus fortes, spécifiques au controle optimal [78]. Elles s’appliquent a
une solution (u,y) pour une notion plus forte d’optimalité locale et fournissent 'existence
d’un état adjoint p pour le lequel, dans le cas sans contrainte, le Hamiltonien satisfait la
condition de minimisation

Hip(®)](t, u(t),y(t)) < Hp()](t,u,y(t)) pour tout u € R™,

pour presque tout t; ce qui implique la condition de stationnarité.
Un grand intérét — du point de vue de I'optimisation — du cadre introduit précédemment
des équations différentielles avec mémoire, apparait dans [27] et repose sur un théoréme
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de désintégration [4]. Etant donnée une famille (v4); de mesures sur [0, 7] et £! la mesure
de Lebesgue sur [0, 7], soient vy := v ® L' et v la seconde marginale de +; il existe alors
une famille de mesures (v})s sur [0, 7] telle que v = v ® vZ. Ainsi, pour tout ¢ € L(y),

[ttt mdt= [ et dv).

On peut alors définir le Hamiltonien non local — seulement en la variable p — du probleme
(Pc) dans le cas avec mémoire :

Hpl(t, u,y) = (p()f (w,y), 1) -

Le Lagrangien de ce probleme de contrdle optimal fait maintenant intervenir

T T
| e )y de = [ HplEu).y0)dv(0).
0 0

En particulier les variables d’optimisation u et y y apparaissent toujours ponctuellement,
d’ot une possible extension des conditions d’optimalité présentées dans le cas sans mé-
moire. Puisque les mesures 14 sont a support dans [0,¢], les mesures v} sont a support
dans [s, T] pour tout s; on s’attend donc & ce que la dynamique adjointe,

—dp(t) = Dy Hp|(t, u(t), y(t))dv(t)

dans le cas sans contrainte, soit a argument avancé. Reprenant les exemples initiaux
d’équations différentielles avec mémoire, on obtient :

1. pour vy := 6, v =LY v =6, et

Hip|(t,u,y) = p(t) f(t, u,y).
On retrouve bien le Hamiltonien du cas sans mémoire.

2. pour vy =0, sit>71,v=LE Vi =0sq4rsis+7<T et
Hp|(t,u,y) = X107 0Pt +7)f(t + 7, u,y).
3. pour v := dyp,, V = -1t vy = 59;1 sis <O et
HIpl(t, u, 9) = X(oom) (PO )1 07 10,).

4. pour v 1= X(t—m)ﬁl sit>t,v=L0 v = X(S78+T)Q(T7T)£1 et

t+T1
HIp)(t,u,y) = / Xery()P(5) £ (5, w, y)ds.

5. pour vy = X(OJ)El, v=LY vl = X(&T)El et
T
Hipl(tu.y) = [ ps)f(s,0,9)ds

2 Apports de la these

Cette these porte sur des problémes de contrdle optimal de la forme (Pg]), ou la mé-
moire et les contraintes sont spécifiées. Les principaux apports concernent les conditions
d’optimalité pour certains de ces problemes — renforcement dans le cas sans mémoire, ex-
tension dans un cas avec mémoire — et une application médicale fournissant un exemple
avec mémoire.
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2.1 Conditions d’optimalité
Conditions d’optimalité sous forme Pontryaguine

Les Chapitres [l et 2 qui constituent la Partie [l de la thése, présentent des conditions
d’optimalité fortes pour le probléeme (Pg]) sans mémoire et avec toutes les contraintes ; soit
le probleme

min _ @(y(0),y(T)) sous les contraintes
(uy)eUxY

y(t) = f (t,u(t),y@) te(0,T),
K, (Pr2)

c(t,u(t),y(t
gt y(t)) <0 te(0,T),

ott U := L>®(0,T;R™), Y := W0, T;R"). Pour simplifier I'introduction, on fait I’hy-
pothese que toutes les données sont de classe C'™ et que ¢ et g sont scalaires.
Etant donnée une trajectoire admissible (u,y), les multiplicateurs de Lagrange de ce
probléme sont les quadruplets A = (5, ¥, v, u) tels que
— B € Ry est associé a la fonction objectif ¢; on considere donc en fait des multipli-
cateurs généralisés pour simplifier les questions de qualification.
— W est un vecteur de dimension finie du cone normal a K en ®(y(0),y(T)).
— v est un élément du céne normal aux fonctions essentiellement bornées négatives en
c(+,u(+),y(+)); on suppose dans toute la suite qu'il existe v > 0 et v € U tels que,
pour presque tout ¢,

c(t, u(t), y(t)) + Duc(t, u(t), y(t))v(t) < =, (1)

ce qui permet d’exiger que v soit une fonction essentiellement bornée.

— p est un élément du cone normal aux fonctions continues négatives en g(-,y(-)) ; c’est
une mesure de Radon.

— il existe un état adjoint p* pour lequel le Hamiltonien augmenté

Hp,v|(t,u,y) = pf(t,u,y) +ve(t, u,y)
satisfait, pour presque tout ¢, la condition de stationnarité
Dy HpA(t), v()](t a(), 5(t) = 0.
L’équation adjointe est définie dans I'espace de fonctions a variations bornées par

—dp(t) = Dy H"[p(t), v(£)](t, u(t), y(t))dt + du(t) Dyg(t, y(t))
p(T) = Dy, @[, ¥](5(0),5(T))
—p(0) = Dy, @[5, ¥](3(0), y(T))

ou @[5, V|(yo,yr) := Bd(yo, yr) + YO (yo, yr) est le Lagrangien terminal. On désigne par
A Tensemble des multiplicateurs de Lagrange généralisés. Les multiplicateurs de Pon-
tryaguine généralisés sont ensuite définis comme les multiplicateurs A € Ay, pour lesquels,
en plus de la condition de stationnarité du Hamiltonien augmenté, le Hamiltonien non
augmenté H[p|(t,u,y) := pf(t,u,y) satisfait, pour presque tout ¢, la condition de minimi-
sation

Hp ()], a(t), 5() < HpMO)tu, 5 (1)
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pour tout u dans I’adhérence de {c(¢,-,y(t)) < 0}. Soit Ap I'ensemble des multiplicateurs
de Pontryaguine généralisés ; par définition, Ap C Ay,.

On appelle dans la these conditions d’optimalité sous forme Pontryaguine les condi-
tions qui ne font intervenir que les multiplicateurs de Pontryaguine. Cette notion corres-
pond au premier ordre — avec 'existence de multiplicateurs — au principe du minimum de
Pontryaguine, et rejoint au second ordre celle de conditions quadratiques d’Osmolovskii
[69, [73], [71], [72]. De telles conditions nécessaires constituent un renforcement des conditions
classiques, sous forme Lagrange, et les conditions suffisantes sous forme Pontryaguine per-
mettent d’assurer 'optimalité locale d’une trajectoire dans un sens plus fort. La principale
nouveauté de la these dans cette direction est I’établissement de conditions du second ordre
sous forme Pontryaguine pour des problémes avec parmi d’autres des contraintes pures sur
I’état. En effet, de telles contraintes sont exclues par I’hypothese d’indépendance linéaire
faite sur les contraintes mixtes par Osmolovskii dans ses travaux. D’autre part, 'approche
présentée dans ce manuscrit est d’une certaine fagon plus élementaire puisqu’elle n’utilise
pas la théorie des ~y-conditions.

Définition 1. Soit (u,y) une trajectoire admissible. On dit que (u,y) est un minimum
borné fort si pour tout R > 0, il existe € > 0 tel que

¢(y(0),y(T)) = &(5(0),5(T))

pour toute trajectoire admissible (u,y) telle que ||ulloo < R et ||y — Yoo < €.
On dit de plus qu’il y a croissance quadratique si pour tout R > 0, il existe € > 0 et
a > 0 tels que

$(y(0),y(T)) = 6(5(0), §(1)) = a (Ju —all3 + |y — 7% )
pour toute trajectoire admissible (u,y) telle que ||ulloo < R et ||y — Yoo < €.

Cette notion d’optimalité est plus forte que celle de minimum local — dit minimum
faible — héritée de la théorie de 'optimisation dans des espaces de Banach ; une troisieme
notion d’optimalité locale, intermédiaire, est celle de minimum de Pontryaguine ; voir les
Définitions [2.2.4] et Un premier résultat du Chapitre [ est le Théoreme [L31] :

Théoréme 2. Soit (u,y) un minimum borné fort. On suppose que la condition rentrante
@) est satisfaite. Alors Ap # (.

Ce résultat est obtenu dans la thése pour un minimum de Pontryaguine, avec des
données de classe C, voire un peu moins, et des contraintes mixtes et pures vectorielles. I1
n’est pas nouveau en soi, voir par exemple [36], mais permet de mettre en place la méthode
utilisée pour établir les conditions nécessaires du second ordre sous forme Pontryaguine.
Cette méthode est celle de la relazation partielle ou des sliding modes, employée par
Dmitruk dans [36] suivant une idée de Milyutin. Etant donnés des controles u', ..., u

fixés, on considere I’équation d’état partiellement relaxée

N N
y(t) = <1 - Z(ﬂﬂ) Ftu(t),y(6) + Y ' (@)f(t,u'(t),y(t) ¢ € (0,T),
i=1 i=1

et le probléme de contrdle optimal consistant a
— minimiser la méme fonction objectif ¢,
— sur l'ensemble des controles u € U, o € L*°(0,T) et des états relaxés y € Y associés,
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— sous les mémes contraintes, plus les contraintes sur les controles

al(t) >0 te(0,T).

Pour un choix admissible de w!,...,u", le Théoréme [[3.7 valide l'introduction de ce
probleme :
Théoréme 3. Soit (u,y) un minimum borné fort et a := (0,...,0). On suppose que la

condition rentrante ([Il) est satisfaite et que le probléme partiellement relaxé est qualifié.
Alors (u,y, @) est un minimum faible de ce probléme.

Il s’agit d’un résultat clé pour les conditions nécessaires sous forme Pontryaguine du
premier et du second ordre, valable également pour un minimum de Pontryaguine. La
question de la qualification du probleme partiellement relaxé est simplifiée dans la these
par 'introduction d’une variable d’écart 6.

11 suffit ensuite d’appliquer la théorie de 'optimisation dans des espaces de Banach et
d’écrire les conditions nécessaires sous forme Lagrange pour ce probleme. Ses contraintes
supplémentaires sur les contrdles o ont des variables duales associées ¥* et la condition
de stationnarité de son Hamiltonien augmenté par rapport & la variable o donne, pour
1 <i < N et pour presque tout t,

H[p0](t, ' (1), 5(1) — HIp ()] (8, alt), 5(8)) = = (t) > 0.

Lorsque N — oo, on obtient I'existence de A € Ap si les u’ sont bien choisis; voir les
Lemmes [[L34] et Ce qui prouve le Théoréme [21

La nouveauté avec le Chapitre Il de la thése consiste a suivre la méme idée pour
les conditions nécessaires du second ordre : on écrit ces conditions sous forme Lagrange
pour les probléemes partiellement relaxés, et a la limite on obtient des conditions sous
forme Pontryaguine. Toutefois, afin de réduire I’écart entre les conditions nécessaires et
celles suffisantes du Chapitre [2, on appliquera la relaxation partielle & une variante du
probleme de controle optimal original. En effet, les conditions suffisantes du second ordre
font intervenir le céne critique Cy, qui est en (u,y) 'ensemble des directions

(v,2) € L*(0, T;R™) x WH2(0,T; R™)

tangentes
— pour la dynamique linéarisée, autrement dit ou z est un état linéarisé associé a v :

() = Dy f (8 a(t), y(0)(v(t), 2(8)) t € (0,T),
— pour les contraintes linéarisées :

Do(5(0),5(T))(2(0), 2(T)) € Tk (2(4(0),5(T))) ,
D yye(t, u(t), (1)) (v(t), 2(t)) <0t € {c(-,u(-), () = 0},
Dyg(t,4(t)z(t) <0 ¢ € {g(-y()) =0},

et critiques : D(y(0),y(T))(2(0),z(T)) < 0. Or pour ne pas calculer l'effet enveloppe-like
de Kawasaki qui apparait dans les conditions nécessaires du second ordre [34], 58], on peut
établir celles-ci sur le sous-cone des directions (v, z) € Cy critiques strictes et radiales, ce
que 'on définit par

Dyt 1(1), 50 (0(2), 2(0)) = )
t
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pour t dans un voisinage des ensembles de contact

{e(5a(),5()) =0} et {g(y(-)) =0}, 3)

respectivement ; voir I’Appendice [LAIl & propos du caractére L? des directions, qui est
un apport du Chapitre [Il En cas de points de contact isolés — que 'on appelle des touch
points — pour les contraintes pures, ce sous-cone critique strict et radial est beaucoup plus
petit que Cy dans le sens ou son adhérence est strictement incluse dans le cone critique
strict, défini comme l'ensemble des directions (v, z) € Cy pour lesquelles les égalités (2)
sont satisfaites pour ¢ dans les ensembles de contact (3]).

On procede alors par réduction : on fixe une trajectoire admissible (u,y) et au voisinage
de chaque point de contact isolé, on reformule la contrainte sur I’état par une contrainte
scalaire. Supposons pour simplifier que la contrainte pure sur I’état ¢ ait un unique point
de contact isolé 7 € (0,7); on appelle probléme réduit le probléme de contrdle optimal
obtenu en remplagant la contrainte

g9(t,y(t)) <0 te(0,T)

par

sup  g(t,y(t)) <0
te(r—e, 7+e¢)

g(t,y(t) <0 te(0,T)\(r—e,7+¢)

avec € > 0 fixé. La trajectoire (u,y) est un minimum local du probléme initial si et seule-
ment si elle en est un du probléme réduit, les multiplicateurs de Lagrange sont inchangés
et le cone critique de ce probleme d’optimisation auxiliaire est encore Cs ; son cone critique
strict Cs est I'ensemble des directions (v, z) € Cy telles que

D(u,y)c(t7a(t)7g(t))(v(t)vz(t)) =0 te {C(,ﬁ(),g()) = 0}7
Dyg(t,y(t)z(t) =0 te{g(y()) =0} \{r},

et le cone critique strict et radial CJ est défini en considérant (@) sur un voisinage des
ensembles de contact, privé de T pour la contrainte pure. On a maintenant, sous certaines
hypotheses sur la structure des ensembles de contact et sur les dérivées des contraintes
mixtes et pures le long des trajectoires, la Proposition [[L4.19]:

(4)

Proposition 4. Le cone critique strict et radial Cf du probléme réduit est dense dans le
cone critique strict C5 .

On peut donc établir des conditions nécessaires du second ordre sur CQS par densité,
simplement en calculant le Hessien du Lagrangien du probleme réduit; voir le Théo-
réme [LABl Ce calcul peut étre effectué sous I’hypothése que le point de contact isolé T
est réductible :

d2
S0(r, (7)) <0, (5)

cette dérivée devant étre localement bien définie et continue. On trouve alors, pour tout
A € Ap, la forme quadratique

T
Q[)‘] (U7 Z) = /0 D(Qu,y)Ha[pi\7 Vt] (t7 ata gt)(vh Zt)th + D2¢[187 \I/] (g07 gT)(ZO7 ZT)2

(4Dys(r5()=())”
Lr9(r,5(7))

)

+ [ AmDs( 500 — u({r)
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ou on note la dépendance de ¢ en indice lorsqu’il n’y a pas d’ambiguité. La méme contri-
bution de 7 — et plus généralement d’un nombre fini de points de contact isolés — apparait
avec le calcul de leffet enveloppe-like de Kawasaki dans I’établissement des conditions
nécessaires directement sur Cs, comme dans [20, 22] sous des hypothéses plus contrai-
gnantes.

Les conditions du second ordre sous forme Pontryaguine sont ensuite obtenues en
combinant la relaxation partielle & la réduction pour les conditions nécessaires, tandis
que les conditions suffisantes reposent sur un principe de décomposition appliqué lui aussi
au probléme réduit : le Théoréme Ce résultat majeur du Chapitre [2] généralise le
principe de décomposition de Bonnans et Osmolovskii [24] a des problémes de controle
optimal avec contraintes mixtes et pures. Il fournit un développement au second ordre
du Lagrangien par rapport aux variations de la variable d’optimisation u, dont certaines
sont grandes en norme || - ||o lorsque I'on considére des minima forts. Les deux résultats
principaux de la Partie [l de la thése sont alors le Théoréme [LZ.9] pour le Chapitre[d et le
Théoreme 2.5.3] pour le Chapitre 2] respectivement :

Théoréme 5. Soit (u,y) un minimum borné fort. On suppose satisfaites
— la condition rentrante (1),
— les hypothéses garantissant la Proposition [4),
— Uhypothése de réductibilité ([Bl) du point de contact isolé .

Alors pour tout (v,z) € CQS, il existe A\ € Ap tel que

QA (v,2) > 0.

Théoréme 6. Soit (u,y) une trajectoire admissible. On suppose satisfaites

— la condition rentrante (1),

— Uhypothése de réductibilité (B)) du point de contact isolé T,

— une propriété de régularité métrique de la contrainte mixte,

— une propriété de coercivité des formes quadratiques Q[\| pour tout X € Ap.
S’il existe a > 0 et A* € Ap pour lequel le Hamiltonien satisfait, pour presque tout t, la
condition de croissance quadratique

Hp* (0)](t,u, 5(1)) = HpY (0)](¢,a(t), 5(1) = alu — a(t)]”

pour tout u dans l’adhérence de {c(t,-,y(t)) < 0} et si pour tout (v, z) € Cy \ {0}, il existe
A€ Ap tel que
Q[A](v, 2) >0,

alors (u,y) est un minimum borné fort avec croissance quadratique.

Ces conditions du second ordre sous forme Pontryaguine sont obtenues dans la these
pour des contraintes mixtes et pures vectorielles et avec un nombre fini de points de contact
isolés pour chacune des contraintes pures sur I’état ; les conditions nécessaires fournies par
le Théoreme [l y sont présentées pour un minimum de Pontryaguine, et les conditions
suffisantes du Théoréme [6] dans une version légerement plus faible. La nouveauté de ces
résultats réside, par rapport & ceux d’Osmolovskii [69] [73, [71) [72], dans la variété des
contraintes — en particulier pures sur I’état — imposées, ou par rapport a ceux de Bonnans
et Hermant [20, 22], dans la formulation en terme de multiplicateurs — non uniques —
de Pontryaguine et de minima forts. On déduit — au Chapitre [2] — des deux théorémes
précédents le Théoreme 2.6.3] qui caractérise la croissance quadratique :

Théoréme 7. Soit (u,y) une trajectoire admissible. On suppose satisfaites
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— les hypothéses des Théorémes[H et [0,

~ la condition de stricte complémentarité Cy = Csy,

— Uhypothése de bornitude, uniformément en t, de {c(t,-,y(t)) < 0},

la condition de non dégénérescence 3 > 0 pour tout A\ = (B, ¥, v, u) € Ap.

Alors (u,y) est un minimum borné fort avec croissance quadratique si et seulement si les
conditions suffisantes du Théoreme [A sont satisfaites.

L’hypothese de bornitude est en fait inutile lorsque I'on considere la version plus faible
des conditions suffisantes de la theése. Une condition nécessaire pour la stricte complémen-
tarité y est donnée, et un résultat intéressant au Chapitre [ est le Théoréme LA T4] qui
fournit une condition nécessaire et suffisante pour la non dégénérescence des multiplica-
teurs de Pontryaguine généralisés.

Conditions du second ordre pour des équations intégrales

La Partie [[1 de la thése commence avec le Chapitre Bl et des conditions d’optimalité
pour un probléme de la forme (P]) avec équation d’état intégrale et contraintes terminales
et pures sur I’état ; on considere ainsi le probleme

min _ @(y(0),y(T")) sous les contraintes
(uy)eUxY

+/ f(tu(s),y(s))ds te(0,T), (Ps)

®(y(0),y(T)) € K,
g(y(t)) <0 te(0,7),

ot U = L®(0,T;R™), Y := WL>(0,T;R"). Le probléme du Chapitre [ est formulé
comme un probléme de Bolza et avec une dynamique f qui dépend en plus de la variable
d’intégration s, ce qui ne change pas la nature des conditions d’optimalité. Les données y
sont supposées de classe C*°; on suppose de plus ici que g est scalaire, afin de simplifier
la présentation des résultats.

Les conditions d’optimalité établies au Chapitre B le sont pour des minima faibles et
qualifiés ; elles font donc intervenir les multiplicateurs de Lagrange, non pas généralisés
mais normaux. D’autre part, ’absence de contrainte mixte dans le probléeme de controle
optimal considéré rend caduque l'introduction d’une variable duale associée et d’un Ha-
miltonien augmenté. Comme expliqué dans I'introduction générale, le Hamiltonien — non
local en la variable adjointe p — est défini par

HIpt00) = pO1 ) + [ 6) )

et I’équation adjointe — en présence d’une contrainte pure — est définie dans I’espace des
fonctions a variations bornées par

—dp(t) = D H[P](t, u(t), y(8)dt + du(t)g' (y(1))
P(T) = Dy, [¥](y(0),y(T))
—p(0) = Dy, ®[¥](y(0), y(T))

ou u est une mesure et ®[¥](yo,yr) := ¢(yo, yr) + VP (yo,yr) est le Lagrangien terminal.
Les multiplicateurs de Lagrange en (u, y) sont alors les couples (¥, 1) appartenant au cone
normal a

K x C([0,T];R_) en (®(5(0), #(T)), (5 (-)))
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et tels qu’il existe un état adjoint associé p pour lequel le Hamiltonien satisfait la condition
de stationnarité
Dy H{p)(t, u(t),y(t)) = 0

pour presque tout t. Les conditions du second ordre reposent, comme dans le cas sans
mémoire, sur le probléme réduit obtenu pour une trajectoire admissible (u,y) fixée en
reformulant la contrainte sur I’état au voisinage de ses points de contact isolés. On suppose
a nouveau pour simplifier que g a un unique point de contact isolé 7 € (0,7T") ; sous la méme
hypothése de réductibilité — dérivée seconde de g le long de y bien définie et continue au
voisinage de T, strictement négative en 7 — on peut calculer le Hessien du Lagrangien du
proléeme réduit.

La difficulté principale pour établir les conditions nécessaires du second ordre, qui a
été éludée au paragraphe sur les conditions sous forme Pontryaguine et qui nécessite un
travail spécifique pour les équations intégrales, réside dans la preuve de la densité du cone
des directions critiques strictes et radiales dans celui des directions critiques strictes ; c’est
un résultat majeur du Chapitre Bl On suppose — encore pour simplifier I'introduction —
que la condition initiale y(0) est fixée a yo, avec g(yo) < 0. La trajectoire admissible (u, y)
étant fixée, on note z[v] 'unique état linéarisé associé a une direction v, solution de

) = [ Dy F(63(), 7 0(6) 2()ds € (0,7),

Soit A I’ensemble de contact de la contrainte sur 1’état pour le probléme réduit, auquel
on a donc retiré le point de contact isolé 7 :

A:={t:g(yt) =0ett#T1}.
Le cone critique Cy en (u,y) est alors 'ensemble des directions
(v,2) € L*(0,T;R™) x Wh2(0, T;R™)

tangentes et critiques, soit z = z[v] et

Le cone critique strict C5 est 'ensemble des directions (v, z) € Cy telles que
J(H())=() = 0 sur A
et le cone critique strict et radial C4 est 'ensemble des directions (v, z) € Oy telles que
g (9(-))z(-) = 0 sur un voisinage de A.

On est intéressé par la densité de C4¥ dans C5'. Par un lemme de Dmitruk [38, Lemme 1],
il suffit de montrer la densité des espaces vectoriels sous-jacents, sans prendre en compte
les contraintes polyédriques qui définissent les cones. Il s’agit donc de prouver que

{v e L*(0,T;R™) : ¢ (5(-))z[v](-) = 0 sur un voisinage de A}

est dense dans
{ve 20, T;R™) « ¢(H())2[v](-) = 0 sur A},

ce qui passe par deux étapes :
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1. la densité de
{h € X : h =0 sur un voisinage de A}

dans
{heX : h=0sur A}.

2. la surjectivité de
ve L= ¢ (5()zl]() € X.

Se pose alors la question de I'espace X a considérer; la réponse tient a la régularité de g
le long des trajectoires et a la notion d’ordre d’une contrainte pure sur 1’état. Un apport
du Chapitre [ est la clarification de cette notion, généralisée aux équations intégrales
par Bonnans et De la Vega [16], et l'extension de propriétés qui y sont liées; voir la

Section B.2.41
Etant donnée une trajectoire (u,y), g(y(-)) € W°°(0,T) a priori et

S900) =3 0) (76u0.00) + [ Lt u(s),y(s)3s).

Soit ¢ R x R™ x R™ x U x Y — R définie par
gD(t, @, §.4,9) == ¢'(7) (f(t,a,z;) + —(tﬂ(s)@(s))ds) :

de sorte que pour toute trajectoire (u,y),

%g(y(t)) = gW(t,u(t), y(t), u,y).

Si Dgg™™ =0, alors en fait g(y(-)) € W2(0,T) et on peut définir g de sorte que
d
79V (), uy) = gt u(t), y (), u,y).

Et ainsi de suite, avec une difficulté par rapport au cas sans mémoire pour définir formelle-
ment les fonctions ¢\) du fait des termes locaux et non locaux en u qu’il faut distinguer &
chaque étape; c’est fait a la Section B:24l L’ordre d’une contrainte pure [65] se généralise
ensuite naturellement avec la Définition [3.2.9] :

Définition 8. L’ordre d’une contrainte pure sur 1’état g est le plus grand entier ¢ tel que
Dag(j) =0 pourj <gq.
Soit ¢ Pordre de la contrainte g. Par définition, g(y(-)) € W%°(0,T) et

o) = 0 (1, u(t), (1) u.)

pour toute trajectoire (u,y). On prouve de plus un principe de commutativité avec la
linéarisation, au sens du Lemme [3.2.10) :

Lemme 9. Pour tout v € L?(0,T;R™), ¢'(y(-))z[v](:) € W%2(0,T) et en notant z := z[v],
on trouve
a4

09 W0)2(t) = Diagauyg® (&, 0(®), 5(t), 6 5) (v(t), (), v, 2).
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L’espace X qui s'impose dans le schéma de preuve présenté est alors W%2(0,7) ; re-
prenant les deux étapes :

1. la densité est assurée sous ’hypothése que A a un nombre fini de composantes
connexes ; voir le Lemme B.4.T0] qui n’est pas spécifique aux équations intégrales,
pour un résultat plus fort. Il est ici indispensable d’avoir retiré 7 de ’ensemble de
contact A pour que chacune de ses composantes soit d’intérieur non vide et qu’on
ait ainsi ‘

d7h
h=0surA = — =0surA
deJ

pour 0 < j < gq; c’est ce qui motive la réduction.

2. la surjectivité est impliquée par la condition d’inversibilité :

|Dag (¢, a(t), §(t), 0, 5)| > 0 (6)

uniformément en t; il s’agit de la version simplifiée d’un résultat clé du Chapitre 3]
établi pour les équations intégrales par le Lemme La condition d’inversibilité
devient une condition d’indépendance linéaire dans le cas de contraintes sur 1’état
vectorielles.

En suivant ce schéma, on peut prouver le résultat majeur annoncé qu’est le Lemme [3.4.9]:

Lemme 10. On suppose que

— lensemble A a un nombre fini de composantes connexes,

— la condition d’inversibilité ([Bl) de la dérivée ultime de g est satisfaite.
Alors le cone critique strict et radial O du probléme réduit est dense dans le cone critique
strict C5.

La densité est établie au Chapitre B] pour des contraintes sur 1’état vectorielles et
pour des directions critiques strictes et radiales dans L°°. Cette restriction a L*° demande
plus de travail mais permet d’appliquer simplement les conditions nécessaires du second
ordre pour un probleme abstrait d’optimisation dans L°°, au lieu des conditions obtenues
directement sur un cone dans L? & I’Appendice [LAT du Chapitre [II

La condition d’inversibilité (@) de la dérivée ultime de g peut déja étre exploitée pour
les conditions nécessaires du premier ordre, comme dans le Théoréme [3.4.6] :

Théoréme 11. Soit (u,y) un minimum faible qualifié. On suppose que la condition d’in-
versibilité (B)) est satisfaite. Alors l’ensemble A des multiplicateurs de Lagrange est un
convexe de dimension finie, non vide et compact.

Avec les notations introduites pour définir 'ordre d’une contrainte pure sur 1’état, le
Hessien du Lagrangien pour le probleme réduit peut s’écrire, pour tout A € A, comme la
forme quadratique

QA (v) == /OT D, yHIPI(E, @, e) (vr, 2¢)°dt + D*®[W) (5o, yr) (20, 27)°

W (7, i, G 10, § ?
(D(ﬂ,g,u,y)g (Ta uTayTauvy)(vTazTav7z))
9(2) (Ta U, gTa u, g)

—n({7})

ou z := z[v] et la dépendance en t est notée en indice. Les résultats principaux du Cha-
pitre Bl sont ensuite les Théorémes B.4.8] et B.4.12] respectivement :
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Théoréme 12. Soit (u,y) un minimum faible qualifié. On suppose que les hypothéses du
Lemme 10 sont satisfaites et que le point de contact isolé T est réductible. Alors pour tout
(v,2) € Cy, il existe X € A tel que

Q[A](v, 2) > 0.

Théoréme 13. Soit (u,y) une trajectoire admissible. On suppose que le point de contact
isolé T est réductible et que les formes quadratiques Q[N satisfont pour tout X € A une
propriété de coercivité. Si pour tout (v,z) € Co \ {0}, il existe X € A tel que

QA(v,2) >0,
alors (u,y) est un minimum faible avec croissance quadratique.

Ces conditions du second ordre — nécessaires et suffisantes — sont une premiere pour des
problemes de contrdle optimal d’équations intégrales. Les contraintes pures — vectorielles
et avec un nombre fini de points de contact isolé au Chapitre 3] — et terminales sur 1’état
— conduisant a la non unicité des multiplicateurs — en font une extension des résultats de
Bonnans et Hermant [21I]. On en déduit une caractérisation de la croissance quadratique
pour un minimum faible avec le Corollaire [3.4.14] :

Corollaire 14. Soit (u,y) une trajectoire admissible qualifiée. On suppose satisfaites

— les hypotheses des Théoremes et[13,

~ la condition de stricte complémentarité C5 = Cs.
Alors (u,y) est un minimum faible avec croissance quadratique si et seulement si pour tout
(v,2) € Co \ {0}, il existe A € A tel que

Q[N (v,2) > 0.

2.2 Modélisation et dynamique de populations
Version contr6lée du modele de Mackey

La Partie [Il de la thése se poursuit avec le Chapitre @ et la modélisation d’expé-
riences biologiques ou l'on cherche & minimiser la prolifération de cellules cancéreuses, qui
fournit un exemple de probléme de controle optimal d’équations différentielles avec mé-
moire. Ce travail de modélisation s’appuie sur une collaboration avec les expérimentateurs-
biologistes, des médecins et des mathématiciens, regroupés au sein du projet ALMA (Ana-
lyse de la Leucémie Myéloblastique Aigué) ; 'objectif ultime de ce projet est 'optimisation
thérapeutique pour ces cancers du sang. Les expériences réalisées consistent a

— prélever du sang de patients atteints d’une leucémie aigué myéloblastique (LAM)

— isoler les cellules hématopoiétiques cancéreuses immatures, présentes dans le sang

du fait de la LAM,

— les mettre en culture pendant 5 jours, en présence ou non de deux médicaments,

— mesurer quotidiennement le nombre de cellules, leur position dans le cycle cellulaire

et leur niveau de différentiation ;
un article décrivant précisément la méthode expérimentale est en préparation [9]. On
cherche dans un premier temps des protocoles d’administration in vitro des médicaments
qui soient le plus efficace possible sans étre trop toxiques, ce que 'on formule comme un
probleme de controle optimal.

Les modeles de dynamique de populations de cellules hématopoietiques sous forme
d’EDP structurées en age, qui justifient les modeles a retard de type Mackey [1 [62], per-
mettent de représenter 'action des deux médicaments. Ces deux médicaments ont des
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actions différentes sur le cycle cellulaire : 'un — représenté par u — augmente la mort
cellulaire, I’autre — représenté par k — ralentit la prolifération. En intégrant le long des
caractéristiques, on obtient un systéme d’équations différentielles, sans mémoire pour des
temps t proches de 'instant initial 0, puis avec mémoire — un retard discret, puis deux re-
tards discrets et un retard distribué — lorsque t augmente. Ainsi, pour ¢ > 27, on reconnait
une version contrélée du modele de Mackey [62] :

(ii_]:(t) = —(1— k(t))BR(t) + 2(1 — k(t — 27)BR(t — 27)e (»ym f;_Tu(s)ds) -

i—f(t) = —(vP(t) + u(t)Pa(t)) + (1 — k(1)) BR(t) -
— (1 —k(t —27))BR(t — 27)e (wwfjﬁf u(s)ds)

SR = 0+ u(O)Pa(0) + (1= Kt = 7)BR( = ) (9)

ol les variables d’état R, P, P, sont des sous-populations de cellules. Dans le Chapitre ],
k est également une variable d’état, dont la dynamique dépend d’un controle v.

Le probléme de controle optimal que 'on considere est alors le suivant : minimi-
ser la prolifération, pour une dynamique de populations donnée par (7)-() et sous des
contraintes sur les doses cumulées de médicaments. L’existence d’un protocole d’adminis-
tration optimal pour ce probléme tient au fait que la dynamique est affine en les controles ;
c’est I'objet de la Proposition [A.5.1]:

Proposition 15. [l existe au moins un protocole d’administration optimal.

En vue de caractériser ce ou ces protocoles optimaux, on énonce le principe de Pon-
tryaguine pour le probléme considéré — de controle optimal d’équations différentielles avec
mémoire — avec le Théoréme [L. ATl La synthése des protocoles optimaux n’y est pas ob-
tenue ; aux difficultés habituelles s’ajoute le fait que la dynamique adjointe est donnée
par des équations différentielles a arguments avancés. On peut malgré tout tirer certaines
informations du principe de Pontryaguine, par exemple la Proposition :

Proposition 16. 57 la premiére valeur propre du systéeme non controlé est positive et si
la dose cumulée du médicament qui ralentit la prolifération n’est pas contrainte, alors il
est optimal d’en administrer a la fin de l’expérience.

La transformation — dite de Guinn — du probleme avec retards en un probléme sans
retard [48, 49] permet 'utilisation de boites & outils pour le contréle optimal d’EDO pour
le résoudre numériquement. Certains protocoles optimaux ainsi obtenus sont présentés
dans le Chapitre [l

Entropie relative généralisée

La fonction objectif — et les contraintes — du probleme de contréle optimal précédent est
bien siir explicitée au Chapitre [d L’approche naive consistant a minimiser la population
totale R+ P a l'instant final T' de I'expérience se heurte a un effet d’horizon. La définition
d’une fonction cofit convenable nécessite, suivant une idée de Thomas Lepoutre !, d’étudier

1. communiquée lors d’une visite a Lyon
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le comportement en temps long du modele structuré en age, sans ’action des médicaments :

(1) = ~BR(1) + 20(1,27) 0<t, (10)
%(t, a) + %(t,a) = —yp(t,a) 0<t, 0<a< 2T, (11)
p(t,0) = BR(1) 0<t. (12)

Cette étude asymptotique est basée sur le principe d’entropie relative généralisée intro-
duit par Michel, Mischler et Perthame [68]. Un résultat important du Chapitre @l est le
Théoréeme 3.5 qui établit une version précise de ce principe pour le modele (I0)-(T2).
L’entropie relative généralisée permet de comparer une solution quelconque du modeéle
structuré a des solutions particulieres formées a partir des premiers éléments propres,
dont D'existence est fournie par le Théoreme [4.3.7 :

Théoréme 17. I existe un unique quintuplet (), R, p, 0, (5) de premiers éléments propres.

Les solutions particulieres en question sont les p(ReM, p(-)eM), p € R; on montre, en
adaptant les preuves de [68],[77], que toute solution (R, p) converge en temps long vers une
solution particuliere, au sens du Théoréme 3.8 :

Théoréme 18. Soit (R,p) une solution de (I0)-([I2)). Il existe p € R tel que

2T
tim (WR0e = oI+ [ S(@lplta)e™ ~ ppa)lda) = . (13)

Ce résultat est fondamental pour le Chapitre [ puisqu’il justifie que 'on définisse la
fonction objectif du probléme de contréle optimal comme étant ce poids p, & minimiser a
’issue d’une phase [0, 7] ot les médicaments agissent. Cette définition se distingue de celles
existantes dans la littérature sur 'optimisation thérapeutique pour les cancers, telles que
le nombre final ou maximal de cellules d’une tumeur [10], son volumue final [59], un indice
de performance [60] ou la valeur propre d’un probléme périodique [I4] ; elle constitue une
nouvelle approche.

3 Perspectives

3.1 Conditions d’optimalité pour des problémes avec mémoire

Il est possible d’étendre les conditions d’optimalité sous forme Pontryaguine des Cha-
pitres [ et 2 & certains problémes de la forme (Pc]) avec mémoire.

Une premiere étape, qui posséde un intérét en soi, est d’obtenir des conditions d’op-
timalité sous forme Lagrange pour un minimum faible. I s’agit donc de généraliser les
résultats du Chapitre Bl & d’autres familles de mesures (1) ;

— au premier ordre, cela passe par le Hamiltonien non local défini dans 'introduction
générale et peut se faire sous réserve que la seconde marginale v de v; ® £ soit
suffisamment réguliere.

— au second ordre, en 'absence de contraintes pures sur 1’état, rien de plus ne s’oppose
a la généralisation.

— au second ordre, en présence de contraintes pures sur 1’état, il faut pouvoir définir la
notion d’ordre d’une contrainte pour la dynamique considérée et prouver la densité
du cone critique strict et radial pour le probleme réduit — la réduction ne présentant
pas de difficulté — dans le cone critique strict, ce qui doit étre fait au cas par cas.
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Des conditions du premier ordre sont obtenues par Carlier et Tahraoui [27] ; il n’en n’existe
pas de connues au second ordre en général pour des problemes de contréle optimal d’équa-
tions différentielles avec mémoire. Elles seront utilisées dans un travail a venir en analyse
numérique.

La seconde étape, pour les conditions nécessaires, consiste a appliquer la relaxation
partielle & des problémes avec mémoire. Le cceur de la relaxation est la Proposition [[L3.8],
qui permet d’obtenir un minimum faible du probleme relaxé a partir d’'un minimum fort
du probléme original, dit classique. Cette proposition est un résultat d’approximation
des trajectoires relaxées par des trajectoires classiques; on parle parfois de théoremes de
relaxation [37]. Sa preuve dans I’Appendice [[LA.2] du Chapitre [Tl repose sur un théoréme
de Liapounov [52, [61] que I'on peut formuler de la fagon suivante :

Théoréme. Soient f1,..., N € L'(0,1;RX) . Pour tous o', ..., € L>(0,1) tels que,
pour presque tout t, o'(t) € [0,1] et S ay(t) = 1, il emiste &',..., &N € L>(0,1) tels que,
pour presque tout t, &'(t) € {0,1}, S a;(t) =1 et

A (i O/(t)fi(t)> - [ (z ) ”

En appliquant ce théoreme aux fonctions — essentiellement bornées dans le cadre qui
nous intéresse — définies par

£ = (f (' ()y0) 1)

on peut prouver un théoréme de relaxation pour la dynamique avec mémoire correspon-
dante, dont on déduit des conditions nécessaires sous forme Pontryaguine comme au Cha-
pitre Il Au premier ordre, on obtiendrait ainsi le principe du minimum de Pontryaguine
pour des problemes de controle optimal d’équations différentielles avec mémoire, dans un
cadre proche de celui de Halanay [50] mais incluant les contraintes — en dimension infinie
— mixtes sur le controle et ’état et pures sur ’état. De telles contraintes sont bien consi-
dérées dans [6], mais la mémoire ne porte pas sur le controle. D’autre part, ’approche
par relaxation partielle est plus élémentaire que celle de relaxation par mesures de Young
utilisée par Warga [91] ou Rosenblueth et Vinter [82], qui ne considérent de toute fagon
pas de contraintes aussi générales.

Pour les conditions suffisantes, il faut vérifier que le principe de décomposition du
Chapitre 2 s’étend aux équations différentielles considérées, ce qui sera le cas apres avoir
établi une version du lemme de Gronwall dont on a également besoin pour les conditions
nécessaires.

3.2 Analyse numérique d’un probléme avec retard distribué

Un travail en cours concerne I'analyse numérique d’un probléme de la forme (P¢)) avec
équation d’état a retard distribué et contraintes finales sur 1’état. Pour le probléeme

min _ @(y(T')) sous les contraintes

(uw,y)EUXY
i(t) / (s)  te (T, (P
u(t) = u’ y(t) = yo(t) t € (0,7),
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ot U := L®(0, T;R™), Y := WL>(0, T;R"), il s’agit de montrer que sous certaines condi-
tions, les méthodes directes fournissent une approximation d’une trajectoire localement
optimale. Les métodes directes consistent a discrétiser d’abord et optimiser ensuite [87].
Pour la premiére étape, on fixe un pas h = T/N et on discrétise 'équation d’état avec
le schéma d’Euler explicite ou I'on approxime l'intégrale par la méthode des rectangles a
gauche. On considére ensuite le probléeme d’optimisation en dimension finie suivant :

min ¢(yn) sous les contraintes
(un,yn) ERN xRN +1

J
Yn+1 :yn+hzhf(tn7unfl7ynfl) j SHSN—L
=1 (Pn)

Yn
ou j := [r/h]. Il s’agit d’un probléme de programmation non linéaire avec contraintes

d’égalité, qui peut étre résolu numériquement par une méthode de Newton standard.
Le cas avec contraintes d’inégalité sur 1’état final pourrait étre traité par exemple par
programmation quadratique séquentielle ou par une méthode de points intérieurs [12].

La question a laquelle on s’intéresse est de garantir 1’existence d’une solution (i, §)
du probléme discrétisé (P,) — pour tout h suffisamment petit — qui converge vers une
solution (u,y) du probléme continue lorsque h — 0. On fixe donc une trajectoire (u,¥)
localement optimale pour le probleme (P]) et on suppose qu’elle est qualifiée, que u est
Lipschitz et que les conditions suffisantes du second ordre — fournies par le paragraphe
précédent — sont satisfaites. On procede ensuite par homotopie : a h fixé, on construit
une famille de problémes d’optimisation discrets (P?) telle que (P}l) = (P,) et telle quon
connaisse une solution de (P?). Par une analyse de sensibilité rendue possible grace aux
conditions suffisantes du second ordre [25], on obtient I'existence d’une solution de (P})
qui répond a la question.

Cette question d’analyse numérique est traitée par Dontchev et Hager dans [39], pour
un probleme de contrdle optimal d’équations différentielles sans mémoire mais avec des
contraintes pures sur 1’état ; leur preuve ne repose pas sur une méthode d’homotopie mais
sur un résulat abstrait de stabilité. La méthode de Guinn [49] pour se ramener a un
probléeme sans retard — en dimension finie — ne s’adapte pas au retard distribué, ce qui
rend impossible d’appliquer 'argument de Gollmann et al. [48)].

Des généralisations de ce travail a des problemes avec d’autres contraintes ou a de
meilleurs schémas de discrétisation que celui d’FEuler explicite sont envisageables. On rap-
pelle que pour des problemes avec mémoire, la dynamique adjointe est a argument avancé
et ne peut donc pas s’intégrer a partir d’'une valeur initiale, ce qui empéche la mise en
place de méthodes de tir [15].

3.3 Application médicale

Le Chapitre M offre de nombreuses perspectives. Parmi les résultats théoriques, le
comportement en temps long a été établi pour le modele structuré en age (I0)-(12) a
coefficients constants avec le Théoreme €.3.8] : toute solution (R, p) est telle que

(R(t),p(t,)) ~ p (ReM, p(-)e™)
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pour la topologie L' et lorsque t — oo, c’est-a-dire au sens de (I3); p est déterminé
explicitement en fonction des conditions initiales et des éléments propres. Dans le probleme
d’optimisation thérapeutique que 1’on modélise, les coefficients ne sont en fait pas tous
constants lorsqu’on arréte d’administrer les médicaments : 8 est de la forme

B(t) = (1 - koe™") B.

Il semble que cette perturbation de 5 ne modifie pas radicalement le comportement asymp-
totique des solutions du modele structuré correspondant. Des résultats partiels ont été ob-
tenu dans ce sens? avec le Lemme B3.10 : le parameétre de Malthus est encore donné par
la premicre valeur propre A et il existe p’ que 'on imagine étre le poids asymptotique par
rapport aux mémes solutions particuliéres. On espére prouver un résultat de convergence
pour la topologie L? :

Conjecture 19. Soit (R,p) une solution de (I0)-[I2) avec B(t) = (1 — koe=*) B. Alors

¥ 2 [ 2
lim T’Rte_”— 'R’ —i—/ _—‘ t,a)e M — p'p(a ‘ da | =0.
HOO<R (t) p 0 5 P p'p(a)

En effet, une piste pour y arriver est de montrer que pour 5 constant il y a décroissance
exponentielle vers les solutions particulieres [45], ce qui semble étre exclu pour la topologie
L' mais possible pour la topologie L? :

Conjecture 20. Soit (R,p) une solution de (I0)-({I2)) avec B constant. Alors

(% ‘R(t)e’M - pr + /0 y % \p(t,a)e*” - pﬁ(a)!2 da) < CeH,

pla
avec C et pp > 0.

Des résultats de décroissance exponentielle sont obtenus pour la topologie L? dans
[26] ; ils reposent & nouveau sur le principe d’entropie relative généralisée, qui a été établi
pour le modele & coefficients variables du Chapitre @ au Théoreme

Un résultat intéressant serait bien siir de déterminer explicitement p’, donné par la
limite I, au Lemme A3.T10]; cela fournirait peut-étre une autre fonction objectif pour le
probléme de controle optimal. Notons qu’ici, avec une seule phase d’administration des
médicaments, on ne peut pas modifier le taux de croissance a long terme A. Une approche
completement différente pour ce probleme d’optimisation thérapeutique pourrait étre la
suivante :

— on considere le modele structuré en age (I0)-(T2) avec des coefficients périodiques,

modélisant I'action d’un protocole d’administration répété périodiquement.

— on montre ’existence d’une valeur propre, dite de Floquet par opposition a celle de

Perron [32] obtenue dans le cas a coefficients constants avec le Théoreme 371
— on cherche a minimiser cette valeur propre, qui caractérise la croissance exponentielle
pour le modele périodique [68].
11 s’agit de 'approche développée par Billy et al. dans [14] pour des problémes de chrono-
thérapie.

Du point de vue de I'application médicale a propement parler et du projet ALMA, les
parametres sont en cours d’estimation a partir des données expérimentales pour un modeéle
plus élaboré que celui du Chapitre [ sans 'action des médicaments [9]. Il sera peut-étre

2. suite a une seconde visite a Lyon
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nécessaire de les estimer directement sur notre modele simplifié a retards avant de résoudre
numériquement le probléme de controle optimal correspondant, le tout avec BOCOP [23] et
apres transformation de Guinn [49] ; on pourra ensuite suggérer des protocoles in vitro aux
biologistes. D’autre part, a défaut d’obtenir la synthese optimale théorique des protocoles
d’administration, il pourrait étre intéressant de pousser 'analyse qualitative — protocoles
bang-bang, arcs singuliers — comme dans les travaux de Ledzewicz et al. [59, [60] ou ceux
de Clément et al. [33]. Enfin, le modeéle retenu au Chapitre @ peut étre développé en
distinguant plusieurs niveau de maturité au sein de la population de cellules |2, [7, [74], en
couplant des polulations de cellules saines et leucémiques ainsi struturées [86], en prenant
en compte la pharmacocinétique-pharmacodynamique (PK-PD) de l'’administration des
médicaments in vivo [10, B9, [60] ; ces développements rendent hors de portée immédiate
I'identification de parametres mais présentent un intérét théorique.
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Chapter 1

Necessary conditions
in Pontryagin form

This chapter is taken from [18]:

J.F. Bonnans, X. Dupuis, L. Pfeiffer. Second-order necessary conditions
in Pontryagin form for optimal control problems. Submitted. Inria Re-
search Report No. 8306, May 2013.

In this paper, we state and prove first- and second-order necessary con-
ditions in Pontryagin form for optimal control problems with pure state
and mixed control-state constraints. We say that a Lagrange multi-
plier of an optimal control problem is a Pontryagin multiplier if it is
such that Pontryagin’s minimum principle holds, and we call optimality
conditions in Pontryagin form those which only involve Pontryagin mul-
tipliers. Our conditions rely on a technique of partial relaxation, and
apply to Pontryagin local minima.
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1.1 Introduction

The optimization theory in Banach spaces, in particular optimality conditions of order
one [79,92] and two [34] 58, 66], applies to optimal control problems. With this approach,
constraints of various kind can be considered, and optimality conditions are derived for
weak local minima of optimal control problems. Second-order necessary and sufficient
conditions are thereby obtained by Stefani and Zezza [85] in the case of mixed control-
state equality constraints, or by Bonnans and Hermant [22] in the case of pure state
and mixed control-state constraints. These optimality conditions always involve Lagrange
multipliers.

Another class of optimality conditions, necessary and of order one, for optimal control
problems comes from Pontryagin’s minimum principle. Formulated in the historical book
[78] for basic problems, including first-order pure state constraints, this principle has
then been extended by many authors. Mixed control-state constraints enter for example
the framework developed by Hestenes [54], whereas pure state, and later pure state and
mixed control-state, constraints are treated in early Russian references such as the works
of Milyutin and Dubovitskii [40 [41], as highlighted by Dmitruk [36]. Let us mention
the survey by Hartl et al. [51] and its bibliography for more references on Pontryagin’s
principles.

Second-order optimality conditions are said in this article to be in Pontryagin form if
they only involve Lagrange multipliers for which Pontryagin’s minimum principle holds.
This restriction to a subset of multipliers is a challenge for necessary conditions, and en-
ables sufficient conditions to give strong local minima. To our knowledge, such conditions
have been stated for the first time, under the name of quadratic conditions, for problems
with mixed control-state equality constraints by Milyutin and Osmolovskii [69]. Proofs are
given by Osmolovskii and Maurer [73], under a restrictive full-rank condition for the mixed
equality constraints, that could not for instance be satisfied by pure state constraints.

The main novelty of this paper is to provide second-order necessary conditions in
Pontryagin form for optimal control problems with pure state and mixed control-state
constraints. We use the same technique as Dmitruk in his derivation of Pontryagin’s
principle for a general optimal control problem [36]: a partial relaxation of the problem,
based on the sliding modes introduced by Gambkrelidze [47]. These convexifications of
the set of admissible velocities furnish a sequence of auxiliary optimal control problems,
and at the limit, necessary conditions appear to be in Pontryagin form. We thereby get
our own version of Pontryagin’s minimum principle, as first-order necessary conditions.
Then, combining the partial relaxation with a reduction approach [20] 65] and a density
argument [17], we obtain second-order necessary conditions in Pontryagin form for a Pon-
tryagin local minimum of our problem. This technique requires to consider a variant of the
previous auxiliary problems, but not to compute any envelope-like effect of Kawasaki [58].
Another result that is worth being mentioned is the second-order necessary conditions for
a local solution of an abstract optimization problem, that we apply to the partially relaxed
problems. We derive them directly on a large set of directions in L?, which then simplifies
the density argument, compared with [I7], and avoid a flaw that we will mention in the
proof of the density result in [22].

Second-order sufficient conditions for strong local minima of similar optimal control
problems constitute another work by the same authors [19]. They rely on an extension
of the decomposition principle of Bonnans and Osmolovskii [24], and on the reduction
approach. Quadratic growth for a strong local minimum is then characterized.

The paper is organized as follows. In Section [[.2] we set our optimal control problem
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and define various notions of multipliers and of minima. Section [[.3is devoted to the first-
order necessary conditions: they are stated, in the form of Pontryagin’s minimum principle,
in Section [[.3.I} our partial relaxation approach is detailed in Section [[L3.2] and then used
to prove the first-order conditions in Section [[L3.3l Section [[.4] is devoted to the second-
order necessary conditions: they are stated in Section [LZ.1], and proved in Section by
partial relaxation combined with reduction and density. We have postponed our abstract
optimization results to Appendix [LA.Tl the proof of an approximation result needed for
the partial relaxation to Appendix[1.A.2] a qualification condition to Appendix[1.A.3] and
an example about Pontryagin’s principle to Appendix [[LA4l

Notations For a function h that depends only on time ¢, we denote by h; its value at
time ¢, by h;; the value of its ith component if A is vector-valued, and by h its derivative.
For a function h that depends on (¢, ), we denote by Dih and D, h its partial derivatives.
We use the symbol D without any subscript for the differentiation w.r.t. all variables
except ¢, e.g. Dh = Dy, ,)h for a function h that depends on (t,u,y). We use the same
convention for higher order derivatives.

We identify the dual space of R™ with the space R™* of n-dimensional horizontal vectors.
Generally, we denote by X* the dual space of a topological vector space X. Given a convex
subset K of X and a point z of K, we denote by Tk (z) and Nk (z) the tangent and normal
cone to K at z, respectively; see [25 Section 2.2.4] for their definition.

We denote by | - | both the Euclidean norm on finite-dimensional vector spaces and
the cardinal of finite sets, and by || - ||s and || - ||4,s the standard norms on the Lesbesgue
spaces L® and the Sobolev spaces W%* respectively.

We denote by BV([0,T]) the space of functions of bounded variation on the closed
interval [0,7]. Any h € BV ([0,T]) has a derivative dh which is a finite Radon measure on
[0,7] and hg (resp. hr) is defined by hg := ho, — dh(0) (resp. hr := hy_ +dh(T')). Thus
BV([0,T7]) is endowed with the following norm: ||h| gy = ||dh||m + |hr|. See [5 Section
3.2] for a rigorous presentation of BV.

All vector-valued inequalities have to be understood coordinate-wise.

1.2 Setting

1.2.1 The optimal control problem

Consider the state equation
e = f(t,ug,y;) fora.a. t € (0,T). (1.1)
Here, u is a control which belongs to U, y is a state which belongs to ), where
U:=L>®0,T;R™), Y:=Wh>(0,T;R"),

and f:[0,7] x R™ x R™ — R™ is the dynamics. Consider constraints of various types on
the system: the mized control-state constraints, or mixed constraints

c(t,ug,yr) <0 fora.a. t € (0,7), (1.2)
the pure state constraints, or state constraints

g(t,y) <0 foraa. te (0,7), (1.3)
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and the initial-final state constraints

{ F (yo,yr) = 0,

o’ (yo,yr) < 0. (14)

Here c: [0, T]xR™xR"™ — R, g: [0, T]xR" — R"%, ®F: R"xR" — R, &!: R"xR" —
R"»7. Consider finally the cost function ¢: R™ x R® — R. The optimal control problem is
then

min _ ¢(yo,yr) subject to (LI)-(L). (P)

(w,y)eUXY

1.2.2 Definitions and assumptions

Similarly to [85, Definition 2.1], we introduce the following Carathéodory-type regu-
larity notion:

Definition 1.2.1. We say that ¢: [0,T] x R™ x R" — R is uniformly quasi-C* iff

(i) for a.a. t, (u,y) — (t,u,y) is of class C*, and the modulus of continuity of (u,y)
D¥p(t,u,y) on any compact of R™ x R" is uniform w.r.t. t.

(ii) for j =0,...,k, for all (u,y), t = D’ ip(t,u,y) is essentially bounded.

Remark 1.2.2. If ¢ is uniformly quasi-C*, then D7y for j = 0, ..., k are essentially bounded
on any compact, and (u,y) + DIp(t,u,y) for j = 0,...,k — 1 are locally Lipschitz,
uniformly w.r.t. t. In particular, if f is uniformly quasi-C', then by Cauchy-Lipschitz
theorem, for any (u,y") € U x R", there exists a unique y € ) such that (1)) holds and
yo = y"; we denote it by y[u, y°].

The minimal regularity assumption through all the paper is the following:

Assumption 1. The mappings f, ¢ and ¢ are uniformly quasi-C', g is continuous, ®%,
®! and ¢ are C.

We call a trajectory any pair (u,y) € U x Y such that (LI]) holds. We say that
a trajectory is feasible for problem (P if it satisfies constraints (L2)-(T4]), and denote
by F(P) the set of feasible trajectories. We define the Hamiltonian and the augmented
Hamiltonian respectively by

H[p] (t7 u, y) = pf(ta u, y)? Ha[pv V](ta u, y) = pf(ta u, y) + I/C(t, u, y)?
for (p,v,t,u,y) € R™ x R"* x [0,T] x R™ x R"™. We define the end points Lagrangian by

(8, ¥](yo,yr) = Bo(yo, yr) + YO (yo,yr),

E
for (8, ¥, y0,yr) € R x R"** x R" X R", where ng = nge + ngr and ¢ = <(<II)>I>

We denote
K. := LOO(OaTvREC% KQ = C([07T]7RT—L9)7 Ko == {O}RnéE X Rﬁ¢17
so that the constraints (L2)-(L4) can be rewritten as

C('auay) € Kca g(ay) € Kg7 (b(y(%yT) € KCI)'
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Recall that the dual space of C([0,T];R") is the space M([0,T];R™s*) of finite vector-
valued Radon measures. We denote by M([0,T]; R™*) the cone of positive measures in
this dual space. Let

E =R x R"™" x L>(0,T;R"*) x M(]0,T]; R"s™) (1.5)
and let || - ||z be defined, for any A\ = (5, V¥, v, u) € E, by
Az = 18] + W]+ Il + el (1.6)

Let (u,y) € F(P). Let Nk, be the set of elements in the normal cone to K. at c(-,u,y)
that belong to L (0, T;R"*), i.e.

Nk, (c(-,u,9)) == {v € L=(0,T;R}") : ve(t,ur, g¢) = 0 for a.a. t}.

Let Nk, be the normal cone to K, at g(-,7), i.e.

Ng,(9(-,9)) == {u € M([0,T]; R"™"), /[

(dpeg(t, ye)) = 0} .
0,77

Let Nk, be the normal cone to K¢ at ®(yo, yr), i.e.

U, >0

Nicy (®(Fo, ¥r)) := 4 ¥ € R"** ™
Ko (®(Y0,91)) { Vi ®;(Yo,yr) = 0

for nge <i§nq>}.

Finally, let
N(u,y) =Ry x Nk, (®(90,97)) X Nk, (c(-,u,y)) x Nk, (9(-,y)) C E.

We denote
P := BV([0,T];R"™).

Given (u,y) € F(P) and A = (8,V,v,u) € E, we consider the costate equation in P

{ —dpy = DyH[pg, vi](t, Uy, y)dt + dpe Dg(t, 4y ), (1.7)

pr = Dy @[5, V](Yo, y7)-

Lemma 1.2.3. Let (u,y) € F(P). For any \ € E, there exists a unique solution of the
costate equation (7)), that we denote by p*. The mapping

ANeE—p eP

is linear continuous.

Proof. We first get the existence, uniqueness and the continuity of
A= pt e L0, T;R™)
by a contraction argument. Then the continuity of
A = (dp,pr) € M([0,T];R™) x R™

follows by (7). O
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Definition 1.2.4. Let (u,y) € F(P) and A = (8, V,v,u) € E. We say that the solution
of the costate equation (7)) p* € P is an associated costate iff

—p5 = Dy ®[8, ¥](50, Ir)-
Let Ny (u,y) be the set of nonzero A € N(u,y) having an associated costate.
Let (u,y) € F(P). We define the set-valued mapping U: [0,7] = R™ by
U(t) :=cl{u e R™ : ¢(t,u,y;) <0} fora.a. t, (1.8)
where cl denotes the closure in R™.

Definition 1.2.5. Let (u,y) € F(P). We say that the inward condition for the mixed
constraints holds iff there exist v > 0 and v € U such that

c(t, ug, yp) + Dyc(t, ug, yp)vy < —v, for a.a. t.
Remark 1.2.6. If the inward condition holds, then there exists § > 0 such that, for a.a. t,
B5(at) N U(t) = Bls(ﬁt) N {u eER™: c(tauvgt) < 0} )

where Bg(u;) is the open ball in R™ of center u; and radius 0. In particular, u; € U(t) for
a.a. t.

In the sequel, we will always make the following assumption:
Assumption 2. The inward condition for the mixed constraints holds.

We can now define the notions of multipliers that we will consider. Recall that N, (u,y)
has been introduced in Definition [[2.4]
Definition 1.2.7. Let (u,y) € F(P).
(i) We say that A\ € N(u,y) is a generalized Lagrange multiplier iff

DuHa[P?, ve|(t,ug,ye) =0 for a.a. t.

We denote by Az (u,y) the set of generalized Lagrange multipliers.
(ii) We say that A\ € Ap(u,y) is a generalized Pontryagin multiplier iff

H[p(t, 6, 5¢) < H[p|(t,u,5;) for alluw € U(t), for a.a. t. (1.9)

We denote by Ap(u,y) the set of generalized Pontryagin multipliers.

(iii) We say that A € Ap(u,y) is a degenerate Pontryagin equality multiplier iff X =
(B,%,v, 1) with ¥ = (UF W') is such that (3, ¥, v, u) = 0 and if equality holds in
(C3). We denote by A (w,7) the set of such multipliers.

Remark 1.2.8. 1. Thesets AL(4, %), Ap(4,y) and AR (4, %) are positive cones of nonzero
elements, possibly empty, and AR (@, 7) is symmetric.

2. Assumption 2 will be needed to get that the component v of a multiplier, associated
to the mixed constraints, belongs to L*°(0,T; R™*) and not only to L>°(0,T"; R™)*.
See [24, Theorem 3.1] and Theorem [LA.4l in Appendix [LA1l
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3. Let A € Ap(u,y). If Assumption2lholds, then by Remark [[L2.6] w; is a local solution
of the finite dimensional optimization problem

m[i&n H[pi\] (t7 U, gt) SubjeCt to C(t, U, gt) < Oa
ueR™

and v is an associated Lagrange multiplier, for a.a. t.

4. See Appendix [[LA4] for an example where there exists a multiplier such that (9]
holds for all u € U(t), but not for all uw € {u € R™ : ¢(t,u,y:) < 0}.

We finish this section with various notions of minima, following [69].

Definition 1.2.9. We say that (u,y) € F(P) is a global minimum iff
(b(gOagT) S (b(yanT) fOI' all (u7y) € F(P)7 (110)

a Pontryagin minimum iff for any R > |||/, there exists e > 0 such that

¢(W0,y1) < ¢(yo,yr) for all (u,y) € F(P) such that (1.11)
lv = alls + [y = Yllo < € and [Julle < R,

a weak minimum iff there exists € > 0 such that

¢(H0,yr) < d(yo,yr) for all (u,y) € F(P) such that (1.12)
[ = lloo + [y = Flloo <&

Remark 1.2.10. Obviously, (LI0) = (LII) = (TI2). Conversely, if (u,y) is a weak
minimum for problem ([P)), then it is a Pontryagin minimum for the problem obtained
by adding the control constraint |u; — u;| < €, and a global minimum for the problem
obtained by adding the same control constraint and the state constraint |y; — y¢| < e.

1.3 First-order conditions in Pontryagin form

1.3.1 Pontryagin’s minimum principle

First-order necessary conditions in Pontryagin form consist in proving the existence of
Pontryagin multipliers. See Definitions [[L2.7] and for the notions of multipliers and
of minima. Our version of the well-known Pontryagin’s principle follows, and is proved in
Section [[33l See [36] for a variant with the same approach, and [51] for a survey of this
principle.

Theorem 1.3.1. Let (u,y) be a Pontryagin minimum for problem (D)) and let Assump-
tions [IHA hold. Then the set of generalized Pontryagin multipliers Ap(u,y) is nonempty.

By Remark [[2.10], we get the following:

Corollary 1.3.2. Let (u,y) be a weak minimum for problem (P)) and let Assumptions[IH2
hold. Then there exist e > 0 and A € Ar(u,y) such that

{ for a.a. t, for all w € U(t) such that |u — | < e, (1.13)

HpM|(t, @y, ) < H[p(t, u, Ge).
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Proof. The extra control constraint |u — us| < ¢ for a.a. t is never active, therefore the
set of Lagrange multipliers is unchanged. The set of Pontryagin multipliers is the set of
Lagrange multipliers for which (II3]) holds. O

The proof of Theorem 31l given in Section [[.33] relies on first-order necessary
conditions for a family of weak minima for auxiliary optimal control problems, namely the
partially relaxzed problems, presented in Section These problems are defined using
a Castaing representation of the set-valued mapping U, introduced at the beginning of
Section Second order necessary conditions in Pontryagin form in Section [LZ.T] will
be derived from a variant of the partially relaxed problems, the reduced partially relaxed
problems. Thus Section is central. First and second order necessary conditions for a
weak minimum are recalled, with some orginal results, in Appendix [L.A.1l

1.3.2 Partial relaxation

In this section, (u,y) is a given Pontryagin minimum for problem (), and Assump-
tions hold.

Castaing representation

See [29, B0, BI] for a general presentation of set-valued mappings and measurable
selection theorems.

Definition 1.3.3. Let V: [0,7] = R™ be a set-valued mapping. We say that a sequence
(v¥)ken, v¥ € U, is a Castaing representation of V iff {vf}ren is a dense subset of V(t)
for a.a. t.

Lemma 1.3.4. There exists a Castaing representation (u*)pen of the set-valued mapping
U defined by ([L8), and for all k, there exists vy, > 0 such that

c(t,uf g) < =y for a.a. t.
Proof. For I € N, [ > 1, we consider the set-valued mapping U; defined by
Ui(t) := {u eR" : c(t,u,y) < —%} for a.a. t,
so that

U(t) =cl(U>1U(t)) for a.a. t. (1.14)

Under Assumptions [IH2], by [29, Théoréme 3.5] and for [ large enough, U; is a measurable
with nonempty closed set-valued mapping. Then by [29, Théoreme 5.4], it has a Castaing
representation. By (ILI4]), the union of such Castaing representations for [ large enough
is a Castaing representation of U. O

We define the following sequence of sets of generalized Lagrange multipliers: for N € N,
let

Nz =y . _ o H[pM(t U, 5) < H[pp](t, uf, §e)
AN (u,y) = {)‘ € Ar(w,y) - for all K < N, for a.a. t ' (1.15)

Observe that
Ap(i, i) € AN (a,5) € AN(a,5) C AL(d, ),



1.3. FIRST-ORDER CONDITIONS IN PONTRYAGIN FORM 41

and by density of the Castaing representation,

Ap(,5) = () AV (@, p). (1.16)
NeN

Recall that £ and || - || have been defined by (LH) and (LG).

Lemma 1.3.5. Let (\Y)yen be a sequence in Ap(4,y) such that |AN||g = 1 and AV €
AN(ﬁ,g) for all N. Then the sequence has at least one nonzero weak * limit point that
belongs to Ap(u,qy).

Proof. By Assumption [2] and [24, Theorem 3.1], the sequence is bounded in E for the
usual norm, i.e. with ||v||s instead of ||v||;. Then there exists A such that, extracting
a subsequence if necessary, A — X for the weak * topology. Since N(u,3) is weakly *
closed, A\ € N(i,7). Observe now that if A € N (@, ), then

Mz =8+ ¥+ 1)) + (1o

where (-,-); and (-,-) are the dual products in L'(0,T;R") and C([0,T];R™), respec-
tively, and the 1 are constant functions of appropriate size. Then ||A|| =1 and A # 0. Let
pV = p)‘N, N €N, and p := p*. By Lemma [[LZ3], dp" — dp for the weak * topology in
M([0, T]; R™) and p¥ — pr. Since

po =pr — (dp, 1)~

for any p € P, we derive that py = DyOCD[B, U](70,yr). Then p is an associated costate,
i.e. A € N;(u,3). Next, as a consequence of Lemma [[Z3], p?¥ — p for the weak * topology
in L. Then D H[p™,vN](-, 4, 9) — Dy H[p,v](-,u,y) for the weak * topology in L™,

and then D, H[py, 4](t, us,y) = 0 for a.a. t, i.e. X € Ap(u,y). Similarly, for all £ € N,
H[p"(-,u*,5) = Hp"(- 4. 9) = H[p|(-,u*,5) — H[p](, 4,5)
for the weak * topology in L*°, and then
H(p)(t,uf, 5e) — Hpi) (¢, @, G) > 0 for aa. t,
i.e. A € A¥(i, %), for all k € N. By (TI6), A € Ap(i,9). O

Since AN (u,9), N € N, are cones of nonzero elements (see Remark [LZ8)), it is enough
to show that they are nonempty for all N to prove Theorem [[.3.1] by Lemma This
is the purpose of the partially relaxed problems, presented in the next section. Indeed, we
will see that they are such that their Lagrange multipliers, whose existence can easily be
guaranteed, belong to AN (i, ).

The partially relaxed problems
As motivated above, we introduce now a sequence of optimal control problems.
Formulation Recall that (u,y) is given as a Pontryagin minimum for problem ((P)) has

been given.
Let N € N. Consider the partially relaxed state equation

N N
U = (1 - Zai) fltug, ye) + Zafff(t,ui,yt) for a.a. t € (0,7). (1.17)
i=1

i=1
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The u’ are elements of the Castaing representation given by Lemma [3.4l The controls
are u and «, the state is y, with

weld, aecAN :=L>0,T;RY), ye).

The idea is to consider the problem of minimizing ¢(yo, y7) under the same constraints as
before, plus the control constraints a > 0. To simplify the qualification issue, we actually
introduce a slack variable § € R, with the intention to minimize it, and the following
constraint on the cost function:

¢(Yo, yr) — é(Yo, yr) < 0. (1.18)

The slack variable 6 also enters into every inequality constraint:

—ap <6 foraa.te(0,7), (1.19)
c(tyug,yr) <0 foraa. te(0,T), (1.20)
g(t,y) <0 foraa. te(0,7), (1.21)
(1.22)

& (yo, yr) < 0

and the equality constraints remain unchanged:

®” (yo, yr) = 0. (1.23)

The partially relaxed problem is

min 6 subject to (LI7)-([T23). (Py)

(u,00,y,0)EUX AN x Y xR

Let @ :=0 € AN and 6 := 0 € R. As for problem (@), we call a relazed trajectory any
(u, o, y,0) such that (LIT) holds. We say that a relaxed trajectory is feasible if it satisties
constraints (LI8)-(L23]), and denote by F(Py) the set of feasible relaxed trajectories.
Under Assumption [ for any (u,a,3°) € U x AN x R", there exists a unique y € )
such that (TI7) holds and gy = 3°; we denote it by y[u, a, y°] and consider the mapping

Ty: (u,0,9”) = ylu, o, °). (1.24)

Remark 1.3.6. 1. We have (u,&,y,0) € F(Pn).

2. Robinson’s constraint qualification holds at (u, &, ¥, 0) iff the equality constraints are
qualified, i.e. iff the derivative of

(u,,y°) €U x AN x R" = ®F(3°, Ty (u, o, y°)7) € R"eE (1.25)

at (i, &, 7o) is onto. We say that problem (Py)) is qualified at (i, &, 7, 6) if this is the
case. See [25] Section 2.3.4] for the definition and characterizations of Robinson’s
constraint qualification.

Existence of a minimum A key result is the following:

Theorem 1.3.7. Let AssumptionsIHA hold and let problem (Pyl) be qualified at (u, &, ¥, 0).

Then (u, &, y,0) is a weak minimum for this problem.
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Theorem [I.3.7is a corollary of the following proposition, proved in the Appendix[1.A.2l
for the sake of self-containment of the paper. It can also be deduced from other classical
relaxation theorems, such as [37, Theorem 3].

Proposition 1.3.8. Under the assumptions of Theorem [L37), there exists M > 0 such
that, for any (i, &,9,0) € F(Py) in a L™ neighborhood of (u,a,y,0) and with 6 < 0, for
any € > 0, there ezists (u,y) € F(P) such that

la —al, < Mla]l,  and |7 -9l <e

Proof of Theorem [L.3.7. Suppose that (u,a,y,0) is not a weak minimum for problem

A

(Pn). Then there exists (i,&,7,0) € F(Py) as L™ close to (u,a,y,0) as needed and
with 6 < 0. Let € > 0 be such that

Hy - Z)Hoo S € = ¢(y07yT) < ¢(gO7gT)-
By the proposition, we get (4, y) € F(P) such that ¢(go,97) < ¢(yo,yr) and

12— ally + 117 = Fllo < M|&]loo + Tl = Ulloc + €+ 17 = llo- (1.26)

Observe that the right-hand side of (I.26]) can be chosen as small as needed. Thus we get
a contradiction with the Pontryagin optimality of (@, ). O

Optimality conditions Problem (Py]) can be seen as an optimization problem over
(u,0,9°,0) € U x AN x R™ x R, via the mapping I'y defined by (L24). Then we can
define the set A(Py) of Lagrange multipliers at (u, @, 3o,6) as in Appendix [LLA. T

APy = {(\7) € N(@,§) x L®(0, T;RY*) + DLn[A,2](@, a7, 6) = 0}
where Ly is defined, for A = (8, ¥, v, pu), ¥ = (UF Wl), y = I'n(u,a,y°), by

LN[)‘7 '7] (u7 «, y07 0) =0 + 6(¢(y07 yT) - ¢(gO7 gT) - 0)
+ 0P (yo, yr) + ¥ (2 (yo. yr) — 0)

+ /[o - (e (e(t, ug, ye) — 0)dt 4+ dpg (g(t,ye) — 0) — ve(ow + 0)dt].  (1.27)

In (L27)), 6 has to be understood as a vector of appropriate size and with equal components.
We have the following first-order necessary conditions:

Lemma 1.3.9. Let problem (Py)) be qualified at (u,a,y,0). Then A(Py) is nonempty,
convex, and weakly * compact.

Proof. We apply Theorem [LA 4 to (u, &, 3o, 0), locally optimal solution of (Py]) by Theo-
rem[[37] Let v € U be given by the inward condition for the mixed constraints in problem
(P) (Assumption 2) and let @ := 1 € AN. Then (v, @) satisfies the inward condition for
the mixed constraints in problem (Py]). The other assumptions being also satisfied by
Assumption [l and Remark [[L3.612, the conclusion follows. O
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1.3.3 Proof of Theorem [1.3.1]

As explained at the end of Section [[L3.2] it is enough by Lemma to prove that
AN (u, ) # 0 for all N. To do so, we use the partially relaxed problems (Py]) as follows:

Lemma 1.3.10. Let (\,7) € A(Py). Then A € AN (4,y).

Proof. Let (u,a,y,0) be a relaxed trajectory and (\,y) € E x L>¥(0,T;RY*), with \ =
(B,V,v, 1) and ¥ = (VP '), Adding to Ly

0= /OTPt ((1 - Zaé) Ft g, ye) + Y o f (6 ug, ye) — yt) dt,
and integrating by parts we have, for any p € P,
LA, a,y0,0) = 0 (1= 8= (W1, 1) = (1), = (1) = (7, 1))
<[ (Ha[pt, l(tun, 1) + Y:f of (Hpd(t. vk vr) — Hpi)(tur.vr) — %)) a
+ [ (gt 30)+ dpe) + 91, 919w, yr) — pryr + poso ~ B G, 7). (128)

Let (A,v) € A(Py). Using the expression (L28) of Ly, we get

Dy, @8, ¥](50, §r) + pp = 0, (1.29)
DUHa[pi\7 Vt] (t7 ata gt) =0 fOI' a.a. t7 (130)
Hp(t,up, 5e) — HIpR) (s, §e) = for aa ¢, 1<i <N, (1.31)
B+ <‘1’Ia 1> W+ e+ (1) =1 (1.32)

Suppose that A = 0. Then p* = 0 and by (IL31]), v = 0; we get a contradiction with (I32).
Then A # 0 and A € N, (@,y) by (L29). Finally, A € Az (4, %) by (L30), and A € AN (@, %)
by (L31) since v € L>(0, T; RY*). O

We need one more lemma:

Lemma 1.3.11. Let problem (Py)) be not qualified at (u,,7,0). Then there exists A €
AN (u,y) such that —\ € AN (u,y) too, and for all k < N,

H[pt)‘](t,ﬂt,gt) = H[pi‘](t,ui,gt) for a.a. t. (1.33)

Proof. Recall that I'y has been defined by (L24). By Remark [L3.612, there exists UF # 0
such that
U D& (o, yr) DT N (6, @, §o) = 0.

Let ¥ = (U¥,0) and A := (0,7,0,0), so that Dy, 4,0 Ln[X,0](a,a,o,6) = 0 by (L27).
By ([L28)), we get

Dy, ®[0, (7, 0)] (g0, yr) + pp = 0,

D Hp,0)(t, 4y, 5;) =0 for a.a. t,

Hp)](t, u, 5e) — H[p](¢, @, 5e) =0 foraa t, 1<i<N.

Then A € AN (4,7) and (L33) holds. O
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We can now conclude:

Proof of Theorem [L.3 1. We need AN (u,y) # 0 for all N. If problem (Py] is qualified
at (@,a,y,0), then AN(w,7) # 0 by Lemmas [L39 and L3I0 If problem (Py]) is not
qualified at (@, &, ¥, ), then AN (4, %) # 0 by Lemma L3111 d

Actually, we have the following alternative:

Corollary 1.3.12. The partially relazed problems (Pyl) are either qualified for all N large
enough, if AB(u,y) = 0, or never qualified, and then AR (u,y) # 0.

Proof. 1If the problems (Py]) are never qualified, then we get a sequence a multipliers as
in the proof of Lemma [[31Il By the proof of Lemma [[L35] its limit points belong to
AP (1, 7). O

See Appendix [[.A.3] for a qualification condition ensuring the non singularity of the
generalized Pontryagin multipliers.

1.4 Second-order conditions in Pontryagin form

1.4.1 Statement

The second-order necessary conditions presented in this section involve Pontryagin
multipliers only. They rely again on the partially relaxed problems, introduced in Sec-
tion These problems are actually modified into reduced partially relaxed problems,
which satisfy an extended polyhedricity condition, [25], Section 3.2.3]. The idea is to get our
second-order necessary conditions on a large cone by density of the so-called strict radial
critical cone, so that we do not have to compute the envelope-like effect of Kawasaki [58].

The main result of this section is Theorem [[L49 It is stated after some new definitions
and assumptions, and proved in Section [I.4.2l

Definitions and assumptions

For second-order optimality conditions, we need a stronger regularity assumption than
Assumption Il Namely, we make in the sequel the following:

Assumption 3. The mappings f and g are C™, ¢ is uniformly quasi-C?, ® and ¢ are C2.

Remark 1.4.1. If there is no pure state constraint in problem (P)) (i.e. no mapping g), we
will see that it is enough to assume that f is uniformly quasi-C?.

For s € [1,00], let
V= L0, T;R™), Z,:=Wh(0,T;R").

Let (u,y) be a trajectory for problem (P). Given v € Vs, s € [1,00|, we consider the
linearized state equation in Z

2= Df(t,us, yt)(ve, 2¢) for aa. t € (0,7). (1.34)

We call a linearized trajectory any (v,z) € Vg X Z4 such that (IL34]) holds. For any
(v,2%) € Vs x R, there exists a unique z € Z, such that (L34) holds and zy = 2%; we
denote it by z = z[v, 2°].

For 1 <i < ng, we define g(]): [0,T] x R™ x R™ —» R, j € N, recursively by

[

oV (tuy) == Dig? (tuy) + Dygl” (bus ) f(tuy), g = i
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Definition 1.4.2. The order of a state constraint g; is q; € N such that
Dug? =0 for0<j<qg—1, D,g™ #0.

Remark 1.4.3. If g; is of order ¢;, then t — g;(t,y;) € W%°(0,T) for any trajectory (u,y),
and

dJ - N .
@gz(t,yt) = gf’(tw) for 0 <j<gq —1,
d4: N ; L
Egl(u yt) = gz(q )(ta Ut yt)

We have the same regularity along linearized trajectories; the proof of the next lemma
is classical, see for instance [20, Lemma 9].

Lemma 1.4.4. Let (u,y) be a trajectory and (v,z) € Vs X Z5 be a linearized trajectory,
s € [1,00]. Let the constraint g; be of order q;. Then

t = Dgi(t, §e)z € W**(0,T),

and
& _ 0y - ~
@Dgi(tayt)zt =Dg;”'(t,ys)z for0<j<q —1,
d4: 3 (@) o
@Dgi(t,yt)zt = Dy, (t, us, ye)(vg, 2t)-

Definition 1.4.5. Let (u,y) € F(P). We say that 7 € [0,7T] is a touch point for the
constraint g; iff it is a contact point for g;, i.e. ¢;(7,y,) = 0, isolated in {t : g¢;(¢t,y:) = 0}.
We say that a touch point 7 for g; is reducible iff 7 € (0,7T), S—;gi(t,gt) is defined for ¢
close to 7, continuous at 7, and

d2

@gi(taﬂt)\tzr < 0.

Remark 1.4.6. If g; is of order at least 2, then by Remark [L4.3] a touch point 7 for g; is
reducible iff ¢ — g§2) (t,ut,yr) is continuous at 7 and gi(Q)

holds if u is continuous at 7 or if g; is of order at least 3.
Let (u,y) € F(P). For 1 <i < nyg, let

(1,%7,9Yr) < 0. The continuity

g5t -

0 if g; is of order 1,
{touch points for g;} if g; is of order at least 2,
Ay =A{t€[0,T) : gi(t,5e) = O} \ Ty,
o .As 0
AL = A{t€[0,T] : dist(t,A;;) < ¢},

and for 1 <17 < ng, let
A i={t€[0,T] : ci(t,u, 5i) > —6}.
We will need the following two extra assumptions:

Assumption 4. For 1 < i < ngy, the set 7,; is finite and contains only reducible touch
points, Agﬂ- has finitely many connected components and g; is of finite order ¢;.
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Assumption 5. There exist §’,& > 0 such that the linear mapping from Vs x R" to
[Ty LA(AY) x 132, W2(A%) defined by

(v,2°) = <DEi("u,y)(v’Z[v’ZO])Agfz)1<z‘<nc

is onto.
Dgl(7 g)Z[U, ZO”AE' )
1<i<ng

g5t

Remark 1.4.7. There exist sufficient conditions, of linear independance type, for Assump-
tion [l to hold. See for instance [22, Lemma 2.3] or [I7, Lemma 4.5].

Main result

Let (u4,y) € F(P). We define the critical cone in L?

(v,2) €Va X Z9 1 2z = z[v, 20]
Do(yo, yr)(20,217) <0

Co(u,y) := { D®(Yo, y1)(20, 21) € Tk (P (%0, Y1)
De(-,u,y) (v, 2) € Tk, (c(, 4, §))
Dy(-,9)z € Tk, (9(-.¥))

and the strict critical cone in L?

(U,Z) € C?(aag) :
C5(1,7) == § Deilt, iy, G) (v, 2) =0 t€ AL, 1<i<ny. (1.35)
Dg;(t,ys)ze =0 te A?m 1<i<ng
Remark 1.4.8. 1. See [25, Examples 2.63 and 2.64] for the description of Ty, and Tk,,

respectively.

2. Since by Assumption @ there are finitely many touch points for constraints of order at
least 2, C5(u,¥) is defined by equality constraints and a finite number of inequality
constraints, i.e. the cone C5 (i, %) is a polyhedron.

3. The strict critical cone C5(u,7) is a subset of the critical cone Cy(w, 7). But if there
exists A = (8, ¥, v, u) € Ar(u,y) such that
vi(t)>0 foraa t€A);, 1<i<n,,
A € supp(fi;) 1 <i<ny,

then C5 (u, ) = Cs(i,y) (see [25, Proposition 3.10]).

For any A = (8,¥,v,u) € E, we define a quadratic form, the Hessian of Lagrangian,
Q[A]: Vo x Z2 — R by

QN (v, 2) == /OT D*H[p}, vi)(t, tig, i) (ve, 2¢)*dt + D*®[B, U] (3o, §ir) (20, 21)°

2
Dgz(l) (T7 gT)zT
+/ thD2g(t,§t)(Zt)2— Z Nz({T})( @, - ) :
(0,T] €Ty g; (7, Ur, Yr)
1<i<ng

We can now state our main result, that will be proved in the next section.
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Theorem 1.4.9. Let (u,y) be a Pontryagin minimum for problem (P) and let Assump-
tions [HA hold. Then for any (v,z) € Cs(u,y), there exists X € Ap(u, i) such that

Q[A](v, 2) > 0.

Remark 1.4.10. If AB(4,9) # 0 and A € AB(u,9), then —\ € AB(u,y) too. Since
Q[-A](v,2) = —=Q[N(v,2) for any (v,2z) € Vi x Z3, Theorem is then pointless.
See Corollary about the emptiness of AR (u, 7).
1.4.2 Proof of Theorem [1.4.9

In this section, (u,y) is a given Pontryagin minimum for problem (P)), and Assump-
tions hold.
Reduction and partial relaxation

The reduction approach [20}, section 5] consists in reformulating the state constraint in
the neighborhood of a touch point, using its reducibility (Definition [[LZ5]). We apply this
approach to the partially relaxed problems (Py]) in order to involve Pontryagin multipliers
(see Lemmas and [L3.10).

Let N € N. Recall that I'y has been defined by (L24)).

Remark 1.4.11. The result of Remark [[L43] still holds for relaxed trajectories:
t = git,ye) € W3(0,T)  for any y = Iy (u, a,y”).

Let 7 € T;;. We define @fiv Ux AN x R" — R by
05N (w.,9) = max {gi(t. 1) : ¥ = Tn(was®) 1€ [r —e.7 +2]n [0.7]}.

Let Ty := DIy (1, @, o) and T := D*T'n (4, &, o).
)

Remark 1.4.12. Let @ :=0 € AN. For any (v,2°) € Vs x R, s € [1,00], we have
y(v,@,2°%) = 2[v, 2

Lemma 1.4.13. There exists € > 0 independent of N such that for any 7 € Ty, @fiv is
C' in a neighborhood of (u,a,ijo) and twice Fréchet differentiable at (u,a, o), with first
and second derivatives given by

D@i’i\[(ﬂ,&,gjo)(v,w,zo) = Dyg;(7, 5 )Ty (v,w, 2°);
for any (v,w, 2%) € V1 x LY(0,T; RN) x R", and
D265 (u, &, 3o) (v,w, 2°) = Dgi(r,5) (Dy (v, w, 2%))”

— 2
d T 0
_ @ Dgi( )y (v,w,27)]
_ dt T\ N Yy T
+ Dgi(1, 5 )T (v, w, 2°)% — ( = — )
dt2gi(.7y)’7_

for any (v,w, 2°) € Vo x L2(0,T; RN) x R™.

Proof. Combine [20, Lemma 23] with Remark [LZ.11] and Assumption [l O
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The reduced partially relaxed problems The formulation is the same as for prob-
lems ([Pyl), except that (i) we localize the mixed constraints ¢ and the state constraints g
on the domains given by Assumption Bl (ii) we replace the state constraints of order at
least 2 around their touch points with the mappings @fiv . Without loss of generality we
assume that &’ given by Assumption [ is smaller than ¢ given by Lemma [LZI3t ¢’ is also
given by Assumption [

Let N € N. Recall that in Section the partially relaxed problem was

min 6 subject to (LI7)-(T23). (Pn)

(u,0,y,0)EUX AN x Y xR

We consider the following new constraints:

ci(t,ug,yp) <0 foraa. te Ag:z 1<i<ng, (1.36)
gi(t,yr) <6 foraa. te Azl,i 1 <i<nyg, (1.37)
@?:;N(u,a,yo) <@ forallTeT,;, 1<i<n,. (1.38)

The reduced partially relaxed problem is then

min 6 subject to (LI7)-(LI9), (C22)-(T23), (L36)-(L3T).  (PF)

(u,0,y,0) €U x AN X Y xR

As before, we denote by F(PE) the set of feasible relaxed trajectories.

Remark 1.4.14. 1. We have (4, a,y,0) € F(P) and, in a neighborhood of (u,a,y, 0),
(u,a,y,0) € F(PE) iff (u,a,y,0) € F(Py). In particular, (u,a,y,0) is a weak
minimum for problem iff it is a weak minimum for problem (Py]).

2. Problem is qualified at (u,a,y,0) iff problem (Py) is qualified at (u,a,7,6)
(see Remark [[L3.612).

Optimality conditions Again, problem can be seen as an optimization problem
over (u, a, y°, 0), via the mapping I' y. We denote its Lagrangian by Lﬁ, its set of Lagrange
multipliers at (u, @, 3o, 0_) by A(Pf\?), and its set of quasi radial critical directions in L? by
CQQR(P]}\?), as defined in Appendix LAl

Remark 1.4.15. By Lemma [LZT3] we can identify A(Pf) and A(Py) by identifying the
scalar components of a multiplier associated to the constraints (L38]) and Dirac measures.
See also [20, Lemma 26] or [I7, Lemma 3.4].

We have the following second-order necessary conditions:

Lemma 1.4.16. Let problem be qualified at (u,a,4,0). Then for any (v,w,2°,9) €
cl (CER(PER)), there exists (A, ) € A(PE) such that

D2LE[N, A](v,w, 2°,9)2 > 0.

Here, cl denotes the L? closure.

Proof. We apply Theorem [LLA5] to (u, @, yo, 0_), locally optimal solution of by The-
orem [[L37 and Remark [LZT4l The various mappings have the required regularity by
Assumption Bl and Lemma [[L4T3] Robinson’s contraint qualification and the inward con-
dition for the mixed constraints hold as in the proof of Lemma [[L39 The conclusion
follows. O
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Proof of the theorem

Let (v,2) € C5(u,y). By Lemma and since A — Q[A](v, 2) is linear continuous,
it is enough to show that for all N, there exists AV € AN (@, %) such that

Q\V](0,2) > 0. (1.39)

Let (@,9) := (0,0) € AN x R. The link with the reduced partially relaxed problems
is as follows:

Lemma 1.4.17. Let (\,7) € A(PE). Then A € AN(4,7) and
D?LEMA)(0,@, %,9)* = Q[N|(3, 2).

Proof. The first part of the result is known by Lemma [[L3.10] and Remark For
the second part, we write LY using H® and H, as in the expression (L28) of Ly, and we
compute its second derivative. The result follows by Lemma [L4T13] and Remark
See also [20, Lemma 26] or [17, Lemma 3.5]. O

We also need the following density result, that will be proved in Section [[.4.2]

Lemma 1.4.18. The direction (v, o, Zy, V) belongs to cl (CZQR(P]I\}E)), the closure of the set
of quasi radial critical directions in L>.

We can now conclude:

Proof of Theorem[T.7.9. We need AN € AN (u,y) such that (L39) holds for all N. If
problem is qualified at (u, @, y, 0_), then we get AV as needed by Lemmas [[Z.16] [.Z.17]
and [[LZ.I8 If problem is not qualified at (u, &, 7/, 0), then we get A such that —\, A €
AN (i, 7) by Remark [LZT4.2 and Lemma [L3TIL Since A — Q[A|(7, 2) is linear, (I39)
holds for ANV = £\ U

A density result

In this section we prove Lemma [LZI8 Recall that & is given by Assumption B We
define the strict radial critical cone in L?

(v,2) € Co(u,y) :

30 >0 : Dci(t, ug, ye)(ve, 2¢) =0 teAd, 1<i<n

Cf(a.5) = e =) v (1.40)
AM >0 : [Dei(t, g, Ye) (v, 2¢)| < Mt € Ag; 1<i<n,
Je >0 : Dgi(t,y:)ze =0 te A;i 1<i<ng

Proposition 1.4.19. The strict radial critical cone C(i,y) is a dense subset of the strict
critical cone C5 (u, 7).

Proof. Touch points for g; are included in A;i, € >0, iff g; is of order 1.

(a) Let W@:2(0,T) := [[1¢, W%2(0,T). We claim that the subspace

(6,9) € L®(0, T;R™) x WW2(0,T) :
>0: ¢ =0 teAd;, 1<i<n
Je>0: 9 =0 teAi;, 1<i<n,
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is a dense subset of

(¢,9) € L*(0,T;R"™) x W@D:2(0,T) :
$ip=0 teAl, 1<i<mn,
PYig =0 teA), 1<i<n,

Indeed, for ¢; € L%(0,T), we consider the sequence

0 if t € AVK,
¢§t = { ’

min{k, |¢z,t|}ﬁ otherwise.

For v; € W%2(0,T), we use the fact that there is no isolated point in Agﬂ if ¢; > 2, and

approximation results in W4%-2(0,T), e.g. [I7, Appendix A.3]. Our claim follows.
(b) By Assumption [ and the open mapping theorem, there exists C' > 0 such that for
all (¢,v) € L*(0,T;R"™) x W@:2(0,T), there exists (v,z) € Vo x 25 such that

2= zlv ol ol + Lol < € (16l + ¥l
Dei(t,ug, ye)(ve,2e) = iy t € Aﬁfi 1 <7< n,
Dy;(t,y1)ze = it te Az:i 1 <4< ng.
It follows that the subspace
(v,2) € Va X 29 1 z = z[v, 2]
36 >0 : Dci(t,ug, ye)(ve, z¢) =0 te Ai,i 1
IM >0 ¢ |Dei(t, i, Ge)(ve, )| S Mt €AY, 1<i<mn,
de>0 : Dgi(t,y:)z =0 te Ay, 1
is a dense subset of
(v,2) € Vo X Z9 & z = z[v, 2]
Dei(t, g, §e) (v, 2) =0 t €AY, 1<i<n
Dg;(t,y:)ze =0 te A27i 1<i<n,
Observe now that C(w,v) and C5 (u,v) are defined by (L40) and (L35) respectively

as the same polyhedral cone in the previous two vector spaces. See also Remark [[LZ.8 2.
Then by [38, Lemma 1], the conclusion of Proposition [LZI9 follows. O

The definition of the set CgR(Pf\}z) of quasi radial critical directions in L? is given in

Appendix [LATl Recall that (@,9) := (0,0) € AV x R.
Lemma 1.4.20. Let (v,z) € CE(a,3). Then (v,@, z0,9) € CSH(PE).

Proof. The direction (v, @, 29,9) is radial [25, Definition 3.52] for the finite dimensional
constraints, which are polyhedral, as well as for the constraints on «. Let § and M > 0
be given by definition of C{¥(w, ). Then for any o > 0

0 fora.a. t € Agi

Ci(t, ug, yp) + oDei(t, s,y ) (vg, 2¢) < ,
z( tyt) z( tyt)(t t) {—6+JM fora.a.teAii\Aii

ie. (v,w,z2,1) is radial for the constraint (IL36]). The same argument holds for constraint
(T37) since there exists dp > 0 such that ¢;(¢,y;) < —dp for all ¢ € AZ:Z- \ AZ;. Then
(v,w, 20,0) is radial, and a fortiori quasi radial. O
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Remark 1.4.21. To finish this section, let us mention a flaw in the proof of the density
result [22, Lemma 6.4 (ii)]. There is no reason that v belongs to L*, and not only to
L?, since (v — ) is obtained as a preimage of (w" — w,w™ — w). The lemma is actually
true but its proof requires some effort, see [17, Lemma 4.5] for the case without mixed
constraints. The difficulty is avoided here because we do not have to show the density of a
L cone, thanks to our abstract second-order necessary conditions, Theorem [[LA.5] that
are derived directly in L2

1.A Appendix

1.A.1 Abstract optimization results

In this section, we recall necessary conditions satified by a weak minimum of a general
optimal control problem. These conditions have been used in this paper to prove our
necessary conditions in Pontryagin form, namely Theorems [[L3.1] and [[L4.9], via the partial
relaxation, i.e. Lemmas [[.3.9] and [L.4.16]

We actually state and prove first- and second-order necessary conditions for a more
abstract optimization problem. It has to be noted that our second-order conditions, The-
orem [[LA.5] are obtained directly on a large set of directions in L?, thanks to metric
regularity result, Lemma [[LA.7] and a tricky truncation, Lemma[I.A.8l To our knowledge,
this is new.

Setting

Let K be a nonempty closed convex subset of a Banach space X and Aq,..., A be
measurable sets of [0,7]. For s € [1,00], let

Us = L°(0,T;R™), V= W"(0,T;R),
M M
Xo=Xx[[L°(A), Ki:=Kx][[L(AsR-).
=1 i=1

We consider

DU xR = Voo, J:Use x R" 5 R,
Gr:Uso X R" = X, Gh: Uso X Voo — LZ(4),

the last mappings being defined for i = 1,..., M by
Gh(u,y) = mi(t,ue, ye)
for a.a. t € A;, where m;: [0,T] x R™ x R" — R. Let
G: U xR = X, G(u,y°) := (Gl(u,yo),Gg(u,F(u,yO)) .
The optimization problem we consider is the following:

i J(u,y°) ; Glu,y°) € Kuo. AP
g D (u,y") 5 G(u,y”) (AP)
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Remark 1.A.1. Optimal control problems fit into this framework as follows: given a uni-
formly quasi-C' mapping F': R x R™ x R” — R™ and the state equation

¥ = F(t,u,yy) foraa. t e (0,7), (1.41)

we define I'(u,y") as the unique y € Vs such that (LZI) holds and yo = %°, for any
(u,°) € Uso x R™; given a cost function J: Voo — R, we define J := JoT}; given state
constraints of any kind (pure, initial-final, ...) Gi: Yoo — X, with the appropriate space
X and convex subset K, we define G := G1 oI'; finally, we define G5 in order to take into
account the mixed control-state and control constraints. By definition, a weak minimum
of such an optimal control problem is a locally optimal solution of the corresponding
optimization problem (AP]).

Assumptions

Let (u,4°) be feasible for (AP) and let y := I'(,y"). For various Banach spaces Y
and mappings F: Uy, X R™ — Y, we will require one of the followings:

Property 1. The mapping F is C'! in a neighborhood of (i, %), with continuous extensions
DF(u,y°): th x R" =Y.

Property 2. Property [l holds, and F is twice Fréchet differentiable at (u,°), with a

continuous extension D?F(u, i°): (U x Rﬁ)Q — Y and the following expansion in Y: for
all (v,2%) € Uy x RY,

1
Fla+v,§° +2%) = F(@,5") + DF(@,5°)(v,2°) + 5 D*F(a,5") (v, 2")?
+oso (|0l +12°1%).
Assumption (i ). The mappings I', J and G; satisfy Property [I, and the functions m; are
uniformly quasi-C'*.

Assumption (i’). The mappings I', J and G satisfy Property [2, and the functions m; are
uniformly quasi-C?2.

Assumption (ii). Robinson’s constraint qualification holds:
0 € intx, {G(%,5°) + DG(@,5°) (U x R") = Koo} (1.42)

Assumption (iii). The inward condition holds for Gy: there exists v > 0 and ¥ € U, such
that A

G (i, 5) + DuGh(it, )i < — (1.43)
on AuZ:l M

Remark 1.A.2. Let us consider the case of an optimal control problem, with I', J and
G1 defined as in Remark [LAJl If F, m; are uniformly quasi- C! and J, Gy are Cl then
Assumption (i) holds. If F, m; are uniformly quasi-C? and J. , G1 are C?, then Assumptlon
(’) holds. See for example [20, Lemmas 19-20] or [85, Theorems 3.3-3.5].

Necessary conditions

We consider the Lagrangian L[\]: Usx x R™ — R, defined for A € X% by

LIN(u,9°) = J () + (A, Gl 9") )
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We define the set of Lagrange multipliers as
AMAD) := {)\ € X! : A€ Ng, (G(a,go)) , DL[N(@,%°) = 0 on U; x Rﬁ} ,
and the set of quasi radial critical directions in L? as

QR o (v,2°) €Uy x R™ : DJ(u,
¢ @p) = { distx, (G(u,y°) + o DG(

We denote by cl (C5[AP)) its closure in Uy x R™.

Remark 1.A.3. If (v,2°) € CORM@P), then DG(4, 7°)(v, 2°) € Tk, (G(4,4°)). If in addi-
tion A[AP) # 0, then DJ(u,y°)(v,2°) = 0.

We now state our first- and second-order necessary conditions, in two theorems that
will be proved in the next section.

") (v, 2%) <0 and Vo > 0,
u z ’

)(v, 2
59 (v,2%), K1) = o(0?)

Theorem 1.A.4. Let (i, 4°) be a locally optimal solution of ([(AP), and let Assumptions
(i)-(iii) hold. Then A[AD) is nonempty, convex, and weakly * compact in X;.

Theorem 1.A.5. Let (u,4°) be a locally optzmal solution of (AP), and let Assumptions
(i’")-(iii) hold. Then for any (v,2°) € cl (C'2 R@D)), there exists A € A[AP) such that

D?LI\(u,3°) (v, 2°)? > 0.

Proofs

Proof of Theorem 1 . Robinson’s constraint qualification (L42]) and [92] Theorem 4.1]
or [25, Theorem 3.9] give the result in X% . We derive it in X} with the inward condition
(T43), see e.g. [24, Theorem 3.1]. O

Proof of Theorem [T A 3. (a) Assume first that (v, 20) € CS®@P). We consider the fol-

lowing conic linear problem, [25, Section 2.5.6]:
. DJ 7, —=0 , 0 D2J —, -0 : 02 :
et o DT (@ 5) (w0, €) + DI (@, 8°) (v, 2°)

(Q v,20 )
DG, 1) (w,€°) + D*G(5, 1) (0, ") € T, (G, ). o

Robinson’s constraint qualification (I.42)) for problem (AP) implies that the constraints
of (Qy,.0)) are regular in the sense of [25, Theorem 2.187]. Then by the same theorem,
there is no duality gap between (@, .0)) and its dual, which is the following optimization
problem:

D2LI\(w, 7° 0y2,
A, A (@, 57)(v,27)

Observe indeed that the Lagrangian of is
LIN(w,£%) = DL (@, ) (w, %) + D’ LN (@, %) (v, 2°)%, X € X{.

The conclusion of the theorem follows when (v,2°) € CZ®M@P) by the following key
lemma, that will be proved below.

Lemma 1.A.6. The value of (Q, o)) is nonnegative.
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(b) Assume now that (v,2%) € cl (CERM@P)). Let (vF,20F%) € CL*@D) converge to
(v,2%) in Uy x R™. By step (a), there exists A¥ € A be such that

Dzj(a7go)(vk7zo,k)2 4 <)\k,D2G(ﬁ,§O)(vk,zO’k)2> _ DZL[Ak](a,gO)(vk,zo’k)Q > 0.
By Theorem [LA4] there exists A € A such that, up to a subsequence, \*¥ — X for the
weak * topology in X;. By Assumption (i’),
D?J(u,5°): Uy x R® 5 R and 2G(u,5°): Uy x R" = X
are continuous. The conclusion follows. U

Proof of Lemma [l A 6l First we prove a metric regularity result, which relies on Assump-
tion (iii). For any (u,y) € Une X Voo, we define G5 (u,y) € L>(0,T) by

G (w,y)e = max (Gy(wy)e)

for a.a. t € (0,7"), where

max{0, G (u,y);} ift €A,

@it ! e

Lemma 1.A.7. There exists ¢ > 0 such that, for any (u,y) € Uso X Voo with y = T'(u,y°)
in a neighborhood of (u,y), there exists (i,) € Uso X Voo with § = I'(@,y°) such that

i = ulloo < €llG3 (1, ) oo (1.44)
I —ully < el G5 (u, )1, (1.45)
1G3 (@, 9)lloo < |G (u, y)l1- (1.46)

Proof. Let 3 € (0,1) to be fixed later. Since (i, ") is feasible, GJ (4, ) = 0, and there
exists o € (0, 8) such that

lu = tllos + Iy = gl <@ = IG5 (w,9)]lec < B.
Let (u,y) be such that ||u — uloc + ||y — Yllcoc < a. We define e € L*>°(0,T) by
1

,8 G;— (u7 y)t7

&t 1=
so that e; € [0, 1] for a.a. ¢t € (0,7, and
U:=u+ed

where 0 is given by the inward condition (L43]). Once 3 is fixed, it is clear that (I44]) and
(L45) hold. Let § = I'(@,y°).

G3(2,9) = Gi(u,y) + DGY(@,7)(@ — u,§ — y)
1 - -
+ [ (DG (u+ 0=,y + 00— ) — DG (a.9)) (@ — .5~ y)o
a.e. on A;. Since I satisfies Property 1, ||§ — y|/co = O (||& — u||1), and then

[y — ug| = Of(ey), lur — ] = O(ar) = O(B),
19t — wel = O(llell1), |yt — ol = O(a) = O(B).
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Since m; is uniformly quasi-C?, G% and DG% are Lipschitz in a neighborhood of (i, 7).
Then

Gy(@,9) = Gy(u, y) +eDuGy (1, 7)o + (Hé‘lh +e(e+ el +8))
= (1 = €)Gy(u,y) + (G (u,y) — G5(4, 7))
+e(Gy(a,§) + DuGh(a, 7)o ) O(llelly +e(e + llell + 5))-

Observe now that

Then there exists C' > 0, independent of v and u/, such that
Gy(@,9) < Cllelli +[Cle + el + 8) =]

on A;, i =1,...,M. We fix 5 € (0,1) such that C8 < 4/2 and « € (0,5) such that
Ce+|lellh) < ~/2. (LZ0) follows. O

To prove Lemma [[LA.6, we also need the following:

Lemma 1.A.8. Let v € Uy and w € Uy. Let vF := Lipo)<iyvs wh = 1fjw|<kyw, and

o) = ”Uk%”Q Then v*, wF € Uy, o, — 0, and
lorv* [l = 0(1),  Jlofw"|lee = o(1), (1.47)
[vF =vlla = o(1),  [lw* —w]i = o(1), (1.48)
[v* = vll1 = o(aw). (1.49)

Proof. We first get (IL48]) by Lebesgue’s dominated convergence theorem. Then oy = 0(%),
and (IL47) follows. Observe that [v* — v|? > k[v* — v|, which implies

1
[0 = vl = O(Z[lv* = w13).

(C49)) follows by definition of o} and by (L4S). O

Let us now go back to the proof of Lemma [LAGE let (w, &%) be feasible for problem
. We apply Lemma [LA.§ to v € Uy, w € Uy, and we consider

k k

uf =T+ o + %U%w € Uy,
yOF =0 4 o2 + %0,250 € R,
y* =Tk, ") € V.
We have in particular
J* = @lloe = o(1), [[* — alla = O(0r). (1.50)

By analogy with linearized trajectories, we denote

2[0,2% := DI'(w, 3°) (9, 2°), 2%[0, %) := D*T(u,5°) (v, 2°)?
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for any (7, 2°) € Uy x R™. Since I satisfies Property 2, we have in Vs,
y* =g+ o2k, 20 + %Jz (z[wk,go] + 22", ZO]) + o(c}), (1.51)
and in particular, ||y* — ¥|lec = O(ok). Then (u¥,y*) — (4, ¥) in Use X Voo and
1G5 (W*, ") [loo = o(1). (1.52)
More precisely, since m; is uniformly quasi-C?, we have
Gy (u*,y*) = G5 (. 9) + DGy (i, 5) (u* — @, y" — 7)
+§D%%waxM¢4Lw—@f+owﬁ—aﬁ+mk—w%
a.e. on A;, where o(-) is uniform w.r.t. t. We write
Ghub ) = ST+ Q1+ Ry
where, omitting the time argument ¢,

= Gi(u, ) + 20, DGy (u, ) (", 2[v*, 2°)),
Q" = Gy(u,y) + o (DG (u, ) (w", 2[wk, £")
+ D2Gy(u, ) (v, 2[v*, 2°))? + Dy Gy (1, )22 ", 2%)),
% = ZoR DG g) [0, 2[e*, 20), (w2, €] 4+ 22k, 2] 4 o(1)]

+ J0ED2Gm ) (w2, €]+ 220, 20) + o(1))’

+o(juf —af? + |y* — y?)

We claim that |R%¥||; = o(02). Indeed, z[vF, 2%, z[w, £°] and 22[v*, 20] are bounded in
YVso; the crucial terms are then the following:

o D2, G5, 9) (0, W) = O (loxv*|loo - loFw 1) = o(0?)
ot D2, G5, §) (", wh) |1 = O ([lofw* || - ofw®ll) = o(0})
lo(ju* = af? + |y* = 51?11 = o (¥ — al3 + [* - gl13) = o(0?)

by (L47),(L48) and (L50),(C5T). Recall that (v, 2%) € C'QQR(IZ:EI). Then by (L49]) and

Property 1, satisfied by I', we have
dist; 1 (Ti’k,Ll(Ai;R_)) = o(co?).

Similarly, since (w, £°) is feasible for and I satisfies Property 2,
distyr (Q™F, L' (AiR 1)) = ofa?).

Then, in addition to (L52), we have proved that

1GF (u*,5)ll = o(0}).
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We apply now Lemma [[LA7 to the sequence (u¥,y*); we get a sequence (@, %) €
Uso X Voo with §* = T'(4*, y**) and such that

12* = u¥||o = o(1),

12" = u* |l = o(0}),
2
k .

IG5 (", 3%l = o(0k) (1.53)

Since G satisfies Property 2, (v,2°) € C;’?R(IZ:EI) and (w,£°) is feasible for (Q, o)), we
get

distx (G1(a",y™"), K) = o(a}),
and then, together with (L53]),
distx,. (G(a",y™"), Koo) = 0(0}).

By Robinson’s constraint qualification (TZZ), G is metric regular at (i, 7°) w.r.t. Koo,
[25, Theorem 2.87]. Then there exists (@*,§%F) € Uy, x R™ such that

7% — 0" loo + 1§ = y*F| = o(a}),
G(@*,7"%) € K.

Since (i,%°) is a locally optimal solution, J(a@*,7%*) > J(u, ") for k big enough. By
Property 2, satisfied by J, we have

1
o DJ (@, 5°) (v, 2°) + 5o} (DI (@, 5°)(w, €) + D2 (@, §°) (v, 2)?) + 0(0) = 0
The conclusion of Lemma [[LA6] follows by Theorem [[LA.4] and Remark [LA3] O

1.A.2 Proof of Proposition [1.3.8

The proof of Proposition [[3.§] relies on the following two lemmas, proved at the end
of the section. The first one is a consequence of Lyapunov theorem [61] and links relaxed
dynamics to classical dynamics.

Lemma 1.A.9. Let F: [0,T] x R™ x R" — R"™ and G: [0,T] x R® — R™ be uniformly
quasi-C. Let (4, 4,9) € U x AN x Y such that, for a.a. t, 0 < & < 1/N and

N N
I = (1 -2 54) F(t,a,9e) + ) G1F (t,up, §i) + G (L, Gr)-
=1 1=1

Then, for any € > 0, there exists (u,y) € U x Y such that

U= F(t,ue, y) + G(tye)  for a.a. t, yo = Jo, (1.54)

ug € {Qg,up, ..., ul}  for a.a. t, (1.55)
N . .

lu —ally < > llaalle’ = o, (1.56)
i=1

Iy =9l < e (1.57)
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The second one is a metric regularity result, consequence of the qualification of problem
(Bu) at (u,0,7,0).
Lemma 1.A.10. There exists ¢ > 0 such that for any relazed trajectory (u, a,y,8) with u
in a L' neighborhood of i and (v, y) in a L™ neighborhood of (&,), there exists a relaved
trajectory (u', ', y',0) such that

{ [ = ullos + [lo/ = alloo + 1y = ylloo < ¢|®Z(y0, y7)],
" (45, y) = 0.
We can now prove the proposition. The idea is to use alternatively Lemma [1.A.9] to

diminish progressively &, and Lemma [[LA.I0l to restore the equality constraints at each
step.

Proof of Proposition [[L7.8. Let (ﬂ,gj,&,é) € F(Py), close to (u,¥,a,0) and with 6 < 0.
Without loss of generality, we assume that & # 0 and, see Lemma [[.3.4] that

c(t,ul,§) <O foraa. t, 1<i<N.

Let R := diamp~ {ﬂ,ul ...,uN} and let € > 0. We claim that there exists a sequence
(@, 9%, a%, 0%) € F(Py) such that (a°,7°,a°,0°) = (4,9, &,0), and for all k,
diam oo {ukul - ,uN} < 2R, (1.58)
c(t,uf, 9f) < 0% foraa. t, 1<i<N, (1.59)
3 k+1
i it < <Z> 2RNT||oc, (1.60)
3 k+1 c
s 1| I €
g < (4) it (1.61)
k1 3 k+1
< (3) Nal. (1.62)
A 1A
gr L = Zek. (1.63)

Suppose for a while that we have such a sequence. By (L60)-(L62), there exist @ €
LY0,T; R™) and § € C([0,T];R"), and ¥ — @ in L', §* — § in C, and &* — 0 in L.
By (I58), @ € U, and since (0¥, %, 4% 0%) € F(Py) and 6% < 0 for all k, we get that
(i,y) € F(P) by doing k — oo in the relaxed dynamics and in the constraints. Finally,

lii—all, < 8RNT |l —all, and |5l <c

It remains to prove the existence the sequence. Suppose we have it up to index k and
let us get the next term. Let F* and G* be defined by

N &zk N4k '
P = (1= 28 ) e 610 = X 8 )
i=1 i=1
Since (4%, 9%, 6%, 0%) is a relaxed trajectory, we can write
N Alk
2 /2 kip ok ok
Yy = 1—2 A]k FE(t, g, 9¢)
i=11— &y /2

N AZk/Q k Ky ok
+Zl ,\jk/ F(t uzztagt)_i_G(t’gt)
1 &y

1=
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Let & > 0. We apply Lemma [[.A.9] and we get (u,y) € U x Y such that (u,y,&k/Q,ék) is
a relaxed trajectory, and

up € {af ul,. . ul¥} for aa. t, (1.64)
ju—a¥| <> A o — | (1.65)
=t N Sredb oo
ly—a" << (1.66)
o0
By (L&4]), we have
diam e {u,ul, .. ,uN} < diamp~ {ﬂk,ul, . ,uN} < 2R, (1.67)

c(t,ug, 9F) < 6% for a.a. t.
By (IL60), and since 0¥ < 0, we have for ¢’ small enough,
1.
c(t,ug,yp) < 50’“ for a.a. t,

14
g(t,y) < §0k for a.a. t,

1A
(pl(y07yT) S §0k7

o 14
¢(y05 yT) - ¢(y05 yT) S Eeka
" (yo, yr) = O(&). (1.68)
Observe that 5
1=Y"ap9/2) = 1= Nljalls >

for ||&||oo small enough. Then by (L62),([65]) and (L67),

3 /3\F
~k 9 (9 A
]1s8(4)zRNTwmm.

ju—a

We now apply Lemma [LAT0 to (u,y,&*/2) and we get (aF*1, g%+ 4**1) such that
P (g5, 95 = 0 and, by (LEH),

ar uH +
9]

]

dk
aFtt — Il = O(e"). (1.69)

Then for #t1 := % /4 and ¢ small enough, (aF*1, g*+1 ak+1 @F+1) € F(Py). Moreover,

diamj~ {ﬂk+1,u1,...,uN}<2R+ ﬂkJrl—uH ,
o
k+1 k 3 (3\" k-+1
aktt g ‘ g—(—) 2RNT &0 + T ||2"* —uH ,
1 8 \4 0
R e
o o
1 /3\* &
skl 2 (2 A S
& Hoo g <4> llé|l + ||& 7|

By (L69), and since [|&||,, # 0, we get the sequence up to index k + 1 for ¢ small
enough. ]
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Proof of Lemma [L.A.d. We need the following consequence of Gronwall’s lemma:

Lemma 1.A.11. Let B: [0, T]xR™ — R" be uniformly quasi-C*. Then there exists C > 0
such that, for any b € L>(0,T;R") and e',e? € Y such that

{étQ — ¢ = B(t,e?) — B(t,e;) + by for a.a. t,

2 1
60—60:0,

we have
le® — e'floe < Clb]l1,

where b is defined by by = fot bsds.
Proof. Let w := e2 — ¢! —b. Then wy = B(t,e2) — B(t,el), and
| < C'lef —ef| < C'(Jwe| + [be])-
The result follows by Gronwall’s lemma. O

Let ¢ > 0, M € N*, and t; := jT/M for 0 <j < M. Let us denote by ()i, 1<i< N
the canonical basis of R, and let us define F?: [0,7] — R™ x RY by

FY = (F(t,04,9:),0), Ef:= (F(t,ul,9),e) 1<i<N.
For 0 < j < M, we apply Lyapunov theorem [61] to the family (F*); with coefficients (4%);

on [tj,ti+1]. We get the existence of a € AY, with values in {0,1}", and such that for
0<j<M,

tj+1 N . N ti+1 N N
/t. [(1—Za§)Fto+Za§Fg}dt:/t (1= ) + Y aiF|ar. (170)
J i=1 i=1 J ] ]

Projecting (L70) on the first n coordinates, we get that

L N ; N E .
/t J+1 [(1 - ai)F(t, Uy, gt) + Z OziF(t, ui, gt)} dt
I i=1 i=1

tj+1 N N '
= [ (1= )Pt + S iR e (LT
‘ i=1

J =1

Let u; = 0y + Y, o (ul — 4). Note that for a.a. t, us € {0y, ..., ul}. We get by (7T
that

‘. ‘s N N
Jj+1 . Jj+1 i A N i~
/t F(t,us, gy )dt = /t [(1 - Z ozt)F(t, U, Ut ) + Z Qi F(t, uy, yt)} dt. (1.72)
i i i=1 i=1

Projecting (I70) on the last N coordinates, we get that for 1 <i < N,

tit1 . tiv1

/ aldt — / aldt. (1.73)
2 2

Summing (L73) for 0 < j < M, we get that ||f]|; = ||&‘]|; for 1 <i < N. Since

N .
lu —alls < D llafillu’ = allo,
i=1
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we get (L56). Let y be the unique solution of (L54); we estimate ||y — §lcc With
Lemma [[LA Tl Let b be defined by

i=1 i=1
and let b be defined by by := J3bsds. By (12, l;tj =0 for 0 < j < M. Therefore,
[6]loc = O(1/M). Observe now that for a.a. t,
e — 90 = F(t,ue,ye) + Gt ye) — Ft,ug, §e) — G(t,9e) + br.

By Lemma [LATTl ||y — §|lcc = O(1/M). For M large enough, we get (L57)), and the
proof is completed. O

Proof of Lemma [LA 10 Note that the L'-distance is involved for the control. The lemma
is obtained with an extension of the nonlinear open mapping theorem [3, Theorem 5].
This result can be applied since the derivative of the mapping defined in (28] can be
described explicitely with a linearized state equation and therefore, by Gronwall’s lemma,
is continuous for the L'-distance on the control u. O

1.A.3 A qualification condition
Statement

We give here a qualification condition equivalent to the non singularity of generalized
Pontryagin multipliers. This qualification condition is expressed with the Pontryagin
linearization [69, Proposition 8.1]. In this section, (u,y) € F(P) is given. We will always
assume that Assumption 2] holds.

Definition 1.A.12. We say that A = (8, V,v, u) € Ar(u,y) is singular iff f = 0 and that
A is normal iff g = 1.

Given u € U, we define the Pontryagin linearization £[u] € ) as the unique solution of
{ St[u] = Dyf(ta ﬁt7 gt)gt[u] + f(ta U, gt) - f(t7 ah gt)?
§0 [u] = 0.
Note that &[u] = 0. Recall that U is the set-valued mapping defined by (L.8]). We define
U :={uecl :u €U(t) for a.a. t}.

Definition 1.A.13. We say that the problem is qualified in the Pontryagin sense (in short
P-qualified) at (u,y) iff
(i) the following surjectivity condition holds:

0 €int { DO (go,yr) (20, rlu] + 27[v, 20]) : w € Uev €U 20 €R" L (174)
(ii) there exist € > 0, & € U, 0 € U, and 2y € R™ such that
D" (o, §r) (20, r(@] + 270, 20]) = 0, (1.75)
and for a.a. t,

o' (o, yr) + DO (Go, §r) (20, Er[a] + 2710, 20]) < —¢,
g(t,yt) + Dg(t, ye) (&l ]+z [0, 20]) < —¢, (1.76)
c(t, Ut Yr) + Dyc(t, g, Ye) &[] + De(t, g, ye) (Dr, 201, Z0]) < —e.
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Note that if we impose u = @ in the definition of the P-qualification, we obtain the usual
qualification conditions, which are equivalent to the normality of Lagrange multipliers.
The P-qualification is then weaker, and as proved in the next theorem, it is necessary and
sufficient to ensure the non singularity of Pontryagin multipliers.

Theorem 1.A.14. Let Assumption[Q hold. Then, the set of singular Pontryagin multi-
pliers is empty if and only if the problem is P-qualified.

We prove this result in the following two paragraphs.

Proposition 1.A.15. Let Assumption[2 hold. If the set of singular Pontryagin multipliers
is empty, then the set of normal Pontryagin multipliers is bounded in FE.

Proof. Remember that the norm of E is defined by (I.6). We prove the result by con-
traposition and consider a sequence (A¥); of normal Pontryagin multipliers which is such
that ||\*||g — +oo. Then, by Lemma L35 the sequence A /|| \¥|| z possesses a weak limit
point in Ap(u,y), say A = (8, ¥, v, i), which is such that

1
B =lim-——=
N P17
Therefore, X is singular. The proposition is proved. ]

Sufficiency of the qualification condition

In this paragraph, we prove by contradiction that the P-qualification implies the non
singularity of Pontryagin multipliers. Let us assume that the problem is P-qualified and
that there exists A = (8, ¥, v, ) € Ap(i,y) with f =0 and ¥ = (F U!). Let 4, 0, 2
be such that (75)-(L76) hold. With an integration by parts and using the stationarity
of the augmented Hamiltonian, we get that for all u € U,., v € U, and zy € R",

T
/0 vi(De(t, s, §i) (vr, 24 [v; 20]) + Dyclt, e, §)&i[u]) dt
T
+ [ Dottt + o2l
+ D20, (¥, 9N (5o, 1) (20, E[u] + 27[v, 20])

= [ )~ H e 50 a0 = 0. (1.77)

By (L75)-(L76) and the nonnegativity of ¥/, v, and u, we obtain that for u = @, v = 9,
29 = %9, the r.h.s. of (I77) is nonpositive and thus equal to 0. Therefore, ¥/, v, and p
are null and for all u € U, v € U, and zy € R",

UE D" (go, yr) (20, Erlu] + 27w, 20]) > 0. (1.78)
By (L74)), we can choose u, v, and zg so that for 5 > 0 sufficiently small,
D" (go, yr) (20, rlu] + 27[v, 20)) = —=B(T7)T.

Combined with (78], we obtain that —3|¥¥|? > 0. Then, ¥¥ = 0 and finally A = 0, in
contradiction with A € Ap(u,y).
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Necessity of the qualification condition

We now prove that the P-qualification is necessary to ensure the non singularity of
Pontryagin multipliers. In some sense, the approach consists in describing this qualification
condition as the limit of the qualification conditions associated with a sequence of partially
relaxed problems.

Let us fix a Castaing representation (u*);, of U. For all N € N, we consider a partially
relaxed problem defined by

min d(yo,yr) s.t. constraints (L2)-(TA), y = y[u, a,yo], and o > 0, (Py)
u€U, a€AN  yey

where y[u, o, 4°] is the solution to the partially relaxed state equation (ILI7)). This problem
is the same as problem (Py]), except that there is no variable 6.

For given v € U, z € R® and o € A", we denote by z[v,zg] the linearized state
variable in the direction (v, zg), which is the solution to (I34]) and we denote by £[a] the
linearized state variable in the direction «, which is the solution to

{ &ilo] = Dy f(t,u, y¢) &[] + SNl (fltul, ) — ftaeT),
ola] = 0.

The distinction between the Pontryagin linearization £[u] and &[a] will be clear in the
sequel, and we will motivate this choice of notations in Lemma [[LAT8]

Problem is qualified (in the usual sense) iff

(i) the following surjectivity condition holds:

0 € int{ DS (5o, 1) (20, Er[a] + zr[v, 20]) : @ € AN, v e U, 2 € R}
(i) there exist € >0, & € AN, 0 € U, 3y € R™ such that
D" (50, yr) (20, £r[6] + 2r[8, Z0]) = 0 (1.79)
and

L (5o, yr) + D! (Yo, yr) (20, E7[a] + 21[0, 20]) < —¢,
g(t,ue) + Dg(t, ve) (& @) + 20, %)) < —e, for all ¢,
C(t, ﬁh gt) + DC(t, at7 gt)(@ta St[&] + Zt [@7 éO]) S —-¢&, fOI‘ a.a. ta

&y > ¢, fora.a. t.

(1.80)

We denote now by A(PN) the set of generalized Lagrange multipliers of problem (Py])
at (u,a = 0,y). Following the proof of Lemma [[310] we easily obtain that
A(Pr) = {(\y) € AY(@,5) x Lo([0, T RY)
v = Hp )t uj, 5e) — HpA)(t, U, ), for i =1,.., N, for a.a. t}, (1.81)

where AV (u,7) is defined by (II5]) and v is associated with the constraint o > 0.

Lemma 1.A.16. Let N € N; all multipliers of AN (4, %) are non singular if and only if
problem (Py)) is qualified.

Proof. It is known that all multipliers of A(PN) are non singular if and only if problem
is qualified, see e.g. |25, Proposition 3.16]. It follows from (L8I]) that all multipliers
of AN (4,%) are non singular if and only if the multipliers of A(Py) are non singular. This
proves the lemma. O
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As a corollary, we obtain that if problem (Py)) is qualified at stage N, it is also qualified
at stage N + 1. Indeed, if none of the multipliers in AN (,y) is singular, a fortiori, none
of the multipliers in AN*1(w, %) is singular, since ANt (u,4) C AN (u, 7).

Proposition 1.A.17. The set of singular Pontryagin multipliers is empty if and only if
there exists N € N such that problem (Pyl) is qualified.

Proof. Let N € N be such that problem is qualified. Then, all multipliers of A (@, 3)
are non singular, by Lemma[[LAT6l Since Ap(i,y) C AN (i,%), the Pontryagin multipliers
are non singular.

Conversely, assume that for all N, problem is not qualified. By Lemmal[l.A.T6l we
obtain a sequence of singular multipliers (A")y which is such that for all N, AN € AN (u, 7).
Normalizing this sequence, we obtain with Lemma the existence of a weak limit point
in Ap(u,y), which is necessarily singular. O

To conclude the proof, we still need a relaxation result, which makes a link between
the Pontryagin linearization {[u] and the linearization £[a].

Lemma 1.A.18. Let N € N; assume that problem (Py)) is qualified. Then, there exists
A > 0 such that for all (a,v,29) € AN x U, R™ with ||alle < A, |0l < A, |20 < A, for
all e > 0, if « is uniformly positive, then there exists (u,v', z() € U, x U x R™ such that

DO (o, yr) (20, &7 [u] + 2r[v, 20]) = DOF (§io, §r) (20, éler] + 2r[v, 20)),
1€[u] = &la] + 2[v" — v, 20 — 2p][lo0 < €. (1.82)

Proof. We only give some elements of proof. Note that this result is a variant of Proposi-
tion [[3.8 and can be obtained with Dmitruk’s result [37, Theorem 3|. Let us define

g(t7u7y) = Dyf(taﬁhgt)y + f(t7u7gt) - f(t7at7gt)'

Then, for all u € U, &[u] is the solution to

&lul = g(t, &lul,w),  &lu] =

and &[a], where o € AN and a > 0 is the solution to the relaxed system associated with
the dynamics g and the Castaing representation. Indeed,

&la] = Dyf(t, ag, 5p)&| +Zat (t,uf, §e) — f(t, 0z, Gt))

N
- (1 o Zaé)g(t’ﬂt’gt) + Zaé(g(t’ué’gt) - g(taﬂtagt))'

i=1 i=1

k

Finally, we prove the result by building a sequence (u*, a*,v*, zg) which is such that

(uo,ao,vo,zg) = (u, v, 20),

D®" (5o, yr) (20, ér[a] + 21[v, 20))
= D" (0, yr) (25, r[a”] + Er[u®] + 2r[v, 20)),

such that o is uniformly positive and finally which is such that (u*); converges to some
u € U, in L' norm, (a¥); converges to 0 in L> norm, and (v*, z5)x equally converges to
some (v/,2()) in L° norm. This sequence is built by using Lemma [[LA.9 and by using the

surjectivity condition (IL79). Note that Lemma [[LA.9] enables to ensure (L.82). O
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Let us conclude the proof of Theorem [[LA.T4l Let us assume that the set of singular
Pontryagin multipliers is empty; we already know by Proposition that there exists
N € N such that the MFy conditions hold. It remains to prove that the problem is
P-qualified. Let (ak,vk,zg)kzl,___,nwﬂ be such that

0e int{conv {D@E(go,gT)(zg, 2p[v®, 28] + er[af)), k=1, ey B - 1} } (1.83)

Let (&, 9, 2p) be such that (L80) holds. By (L79), if we replace (o, v, 25) by (aF+6é, vF +
60, 25 + 6%p), for any § > 0, then (L83) still holds. Moreover, (L83) remains true if we
multiply this family by a given positive constant. Therefore, since & is uniformly positive,
we may assume that the family (ozk, vk, zé“)k:17___,n¢E+1 is bounded by A and such that for

allk =1,...,ngr +1, o¥ is uniformly positive. Finally, we can apply Lemma [[.A I8 to any
convex combination of elements of the family. This proves the part of the P-qualification
associated with equality constraints. Multiplying (&, 9, 2) by a positive constant, we can
assume that it is bounded by A and we can equally approximate it so that (L75]) holds
and so that (IL76]) holds (if the variable € of Lemma [[LA.18 is chosen sufficiently small).
We have proved that the problem was P-qualified.

1.A.4 An example about Pontryagin’s principle

We give here an example where there exists a multiplier such that the Hamiltonian
inequality (L) holds for all w € U(t), but not for all u in

U(t) ;== {u e R™ : ¢c(t,u,5;) < 0}.

Indeed, U(t) € U(t) but it may happen that U(t) # U(t).
Consider the optimal control problem

min yr

subject to the following state equation with fixed initial state, in R:

yt = Ut, Yo = yoa

and to the following mixed constraint:
up > —vy¢, for a.a. t.

The optimal control (u,¥) is such that @; = —i; and given an initial state y°, the optimal
solution is given by:

up = —yle™t, gr=1yle".
The problem being qualified, there exists a normal Lagrange multiplier which is determined
by v. Since the augmented Hamiltonian is stationary, we obtain that for a.a. ¢, p{ = 14,

and therefore the costate equation writes

_p.l/t = —Péj, p’%lj" = 15
ie. pr =1 =e T8 > 0. Let us fix ¢y = 0, the optimal solution is (0,0) and U(t) =
U(t) = Ry. The Hamiltonian pu is minimized for a.a. ¢ by u; = 0 since p; > 0.

Now let us consider a variant of this problem. We replace the previous mixed constraint
by the following one:

¢(Ut) Z —VYt,
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where 1) is a smooth function such that:

Yu >0, ¥(u) =u,
Vu <0, ¥(u) <0and ¢Y(u) =0 <= u=—1.

For 3° = 0, (0,0) remains a feasible trajectory, since U(t) = Ry U {—1}. In this case,
U(t) = Ry. Let us check that (0,0) is still an optimal solution. Let us suppose that there
exist a feasible trajectory (u,y) which is such that yr < 0. Then, let ¢ € (0,T) be such
that

yt € (yr,0) and Vs e [t,T], ys < y;.

It follows that for a.a. s € (¢,T),
T/J(US) > —ys > 0.

Therefore, us > 0 and y is nondecreasing on [t, T, in contradiction with y; > yp. We have
proved that (0, 0) is an optimal solution, and the multiplier and costate remain unchanged.
However, the minimum of the Hamiltonian over U (t) is reached for

u:—l#ﬂt






Chapter 2

Sufficient conditions
in Pontryagin form

This chapter is taken from [19]:

J.F. Bonnans, X. Dupuis, L. Pfeiffer. Second-order sufficient conditions
for strong solutions to optimal control problems. ESAIM Control Optim.
Calc. Var., to appear. Inria Research Report No. 8307, May 2013.

In this article, given a reference feasible trajectory of an optimal control
problem, we say that the quadratic growth property for bounded strong
solutions holds if the cost function of the problem has a quadratic growth
over the set of feasible trajectories with a bounded control and with
a state variable sufficiently close to the reference state variable. Our
sufficient second-order optimality conditions in Pontryagin form ensure
this property and ensure a fortiori that the reference trajectory is a
bounded strong solution. Our proof relies on a decomposition principle,
which is a particular second-order expansion of the Lagrangian of the
problem.
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2.1 Introduction

In this paper, we consider an optimal control problem with final-state constraints,
pure state constraints, and mixed control-state constraints. Given a feasible control
and its associated state variable 7, we give second-order conditions ensuring that for all
R > ||t)|co, there exist € > 0 and a > 0 such that for all feasible trajectory (u,y) with
[tlloc < R and [ly — ylloo <&,

J(uay) - J(ﬂ,g) > OZ(HU - ﬂ”% + |y0 - g0|2)’

where J(u,y) is the cost function to minimize. We call this property quadratic growth
for bounded strong solutions. Its specificity lies in the fact that the quadratic growth is
ensured for controls which may be far from « in L* norm.

Our approach is based on the theory of second-order optimality conditions for opti-
mization problems in Banach spaces [34], 58| 66]. A local optimal solution satisfies first-
and second-order necessary conditions; denoting by €2 the Hessian of the Lagrangian, the-
ses conditions state that under the extended polyhedricity condition [25], Section 3.2], the
supremum of € over the set of Lagrange multipliers is nonnegative for all critical directions.
Denoting by €2 the Hessian of the Lagrangian, these conditions state that the supremum
of Q over the set of Lagrange multipliers is nonnegative for all critical directions. If the
supremum of ) is positive for nonzero critical directions, we say that the second-order
sufficient optimality conditions hold and under some assumptions, a quadratic growth
property is then satisfied. This approach can be used for optimal control problems with
constraints of any kind. For example, Stefani and Zezza [85] dealt with problems with
mixed control-state equality constraints and Bonnans and Hermant [22] with problems
with pure state and mixed control-state constraints. However, the quadratic growth prop-
erty which is then satisfied holds for controls which are sufficiently close to « in uniform
norm and only ensures that (u,y) is a weak solution.

For Pontryagin minima, that is to say minima locally optimal in a L' neighborhood
of u, the necessary conditions can be strengthened. The first-order conditions are nothing
but the well-known Pontryagin’s principle, historically formulated in [78] and extended
to problems with various constraints by many authors, such as Hestenes for problems
with mixed control-state constraints [54] Dubovitskii and Osmolovskii for problems with
pure state and mixed control-state constraints in early Russian references [40], [41], as
highlighted by Dmitruk [36]. We refer to the survey by Hartl et al. for more references on
this principle.

We say that the second-order necessary condition are in Pontryagin form if the supre-
mum of € is taken over the set of Pontryagin multipliers, these multipliers being the
Lagrange multipliers for which Pontryagin’s principle holds. Maurer and Osmolovskii
proved in [73] that the second-order necessary conditions in Pontryagin form were satis-
fied for Pontryagin minima to optimal control problems with mixed control-state equality
constraints. They also proved that if second-order sufficient conditions in Pontryagin form
held, then the quadratic growth for bounded strong solutions was satisfied. The sufficient
conditions in Pontryagin form are as follows: the supremum of Q over Pontryagin mul-
tipliers only is positive for nonzero critical directions and for all bounded neighborhood
of u, there exists a Pontryagin multiplier which is such such the Hamiltonian has itself
a quadratic growth. The results of Maurer and Osmolovskii are true under a restric-
tive full-rank condition for the mixed equality constraints, which is not satisfied by pure
constraints, and under the Legendre-Clebsch condition, imposing that the Hessian of the
augmented Hamiltonian w.r.t. u is positive. The full-rank condition enabled them to re-
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formulate their their problem as a problem with final-state constraints only. Note that
these results were first stated by Milyutin and Osmolovskii in [69], without proof.

For problems with pure and mixed inequality constraints, we proved the second-order
necessary conditions in Pontryagin form [I8]; in the present paper, we prove that the
sufficient conditions in Pontryagin form ensure the quadratic growth property for bounded
strong solutions under the Legendre-Clebsch condition. Our proof is based on an extension
of the decomposition principle of Bonnans and Osmolovskii [24] to the constrained case.
This principle is a particular second-order expansion of the Lagrangian, which takes into
account the fact that the control may have large perturbations in uniform norm. Note
that the difficulties arising in the extension of the principle and the proof of quadratic
growth are mainly due to the presence of mixed control-state constraints.

The outline of the paper is as follows. In Section 2] we set our optimal control
problem. Section [2.3]is devoted to technical aspects related to the reduction of state con-
straints. We prove the decomposition principle in Section 2.4 (Theorem [Z4.2]) and prove
the quadratic growth property for bounded strong solutions in Section (Theorem [Z5.3]).
In Section [2.6], we prove that under technical assumptions, the sufficient conditions are not
only sufficient but also necessary to ensure the quadratic growth property (Theorem 2.6.3]).

Notations. For a function h that depends only on time ¢, we denote by h; its value at
time ¢, by h;; the value of its i-th component if h is vector-valued, and by h its derivative.
For a function h that depends on (t,x), we denote by Dih and D, h its partial derivatives.
We use the symbol D without any subscript for the differentiation w.r.t. all variables
except t, e.g. Dh = D, )h for a function h that depends on (t,u,y). We use the same
convention for higher order derivatives.

We identify the dual space of R™ with the space R™ of n-dimensional horizontal vectors.
Generally, we denote by X* the dual space of a topological vector space X. Given a convex
subset K of X and a point z of K, we denote by Tk (z) and Nk (z) the tangent and normal
cone to K at z, respectively; see [25 Section 2.2.4] for their definition.

We denote by | - | both the Euclidean norm on finite-dimensional vector spaces and
the cardinal of finite sets, and by || - ||s and || - ||4,s the standard norms on the Lesbesgue
spaces L® and the Sobolev spaces W%* respectively.

We denote by BV([0,T]) the space of functions of bounded variation on the closed
interval [0,7]. Any h € BV([0,T]) has a derivative dh which is a finite Radon measure on
[0,7] and hg (resp. hr) is defined by hg := ho, — dh(0) (resp. hy := hy_ +dh(T')). Thus
BV ([0,T1]) is endowed with the following norm: ||h||py := ||dh||am + |hr|. See [5, Section
3.2] for a rigorous presentation of BV.

All vector-valued inequalities have to be understood coordinate-wise.

2.2 Setting

2.2.1 The optimal control problem

We formulate in this section the optimal control problem under study and we use the
same framework as in [I8]. We refer to this article for supplementary comments on the
different assumptions made. Consider the state equation

e = f(t,ug,y;) fora.a. t € (0,T). (2.1)
Here, u is a control which belongs to U, y is a state which belongs to ), where

U :=L®0,T;R™), Y:=Wh>(0,T;R"),
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and f:[0,7] x R™ x R™ — R™ is the dynamics. Consider constraints of various types on
the system: the mized control-state constraints, or mixed constraints

c(t,ug,yr) <0 fora.a. t € (0,7), (2.2)
the pure state constraints, or state constraints

g(t,y) <0 foraa. te (0,7), (2.3)

and the initial-final state constraints
{ ®E(y07yT) = 07
& (yo, yr) < 0.

Here c: [0, T]xR™xR™ — R, g: [0, T]xR" — R, ®¥: R"xR" — R"%& &I: R*"xR" —
R"e!, Finally, consider the cost function ¢: R™ x R™ — R. The optimal control problem
is then

(2.4)

min _ ¢(yo,yr) subject to (ZI)-(EZ). (P)

(w,y)EUXY

We call a trajectory any pair (u,y) € U x Y such that (Z.1]) holds. We say that a trajectory
is feasible for problem (P)) if it satisfies constraints (2.2)-(2.4), and denote by F(P) the
set of feasible trajectories. From now on, we fix a feasible trajectory (u,y).

Similarly to [85, Definition 2.1], we introduce the following Carathéodory-type regu-
larity notion:

Definition 2.2.1. We say that ¢: [0,T] x R™ x R" — R is uniformly quasi-C* iff

(i) for a.a. t, (u,y) — @(t,u,y) is of class C*, and the modulus of continuity of (u,y) +
D¥p(t,u,y) on any compact of R™ x R" is uniform w.r.t. ¢.

(ii) for j =0,...,k, for all (u,y), t = D7 ip(t,u,y) is essentially bounded.
Remark 2.2.2. If ¢ is uniformly quasi-C*, then D7 for j = 0, ..., k are essentially bounded
on any compact, and (u,y) + D7p(t,u,y) for j = 0,...,k — 1 are locally Lipschitz,
uniformly w.r.t. t. In particular, if f is uniformly quasi-C!, then by Cauchy-Lipschitz
theorem, for any (u,y") € U x R", there exists a unique y € ) such that (1)) holds and
yo = y"; we denote it by y[u, y°].
The regularity assumption that we need for the quadratic growth property is the

following:

Assumption 1. The mappings f, ¢ and g are uniformly quasi-C?, g is differentiable, D;g
is uniformly quasi-C', ®¥, ®! and ¢ are C2.

Note that this assumption will be strengthened in Section

Definition 2.2.3. We say that the inward condition for the mixed constraints holds iff
there exist v > 0 and v € U such that

c(t,ug, yr) + Dyc(t, ug, yp)vy < —v, for a.a. t.
In the sequel, we will always make the following assumption:
Assumption 2. The inward condition for the mixed constraints holds.

Assumption 2lensures that the component of the Lagrange multipliers associated with
the mixed constraints belongs to L°°(0,T;R™*), see e.g. [24, Theorem 3.1]. This assump-
tion will also play a role in the decomposition principle.



2.2. SETTING 73

2.2.2 Bounded strong optimality and quadratic growth

Let us introduce various notions of minima, following [69].

Definition 2.2.4. We say that (u,y) is a bounded strong minimum iff for any R > ||u|~,
there exists € > 0 such that

o(yo,y7) < d(yo,yr), for all (u,y) € F(P) such that (2.5)
Hy - gHoo < ¢ and HuHoo <R,

a Pontryagin minimum iff for any R > ||i||, there exists € > 0 such that

¢(50,y7) < ¢(yo,yr), for all (u,y) € F(P) such that (2.6)
lu = ally + [y = Gllc <€ and [Juflo < R,

a weak minimum iff there exists € > 0 such that

¢(50,y7) < ¢(yo,yr), for all (u,y) € F(P) such that (2.7)
lu = ttlloc + [ly = Flloc <.

Obviously, (Z5) = (Z6]) = 21).

Definition 2.2.5. We say that the quadratic growth property for bounded strong solutions
holds at (u,y) iff for all R > ||u]|o0, there exist eg > 0 and aug > 0 such that for all feasible
trajectory (u,y) satisfying ||ul|cc < R and ||y — ¥lc < ¢,

S0, yr) — $(F0,7r) > an (lu— all3 + lyo — Hol?)

The goal of the article is to characterize this property. If it holds at (u,y), then (u,¥)
is a bounded strong solution to the problem.

2.2.3 Multipliers

We define the Hamiltonian and the augmented Hamiltonian respectively by
H[p] (t7 u, y) = pf(ta U, y)? Ha[p7 V](ta u, y) = pf(ta U, y) + I/C(t, u, y)?
for (p,v,t,u,y) € R™ x R™* x [0,T] x R™ x R™. We define the end points Lagrangian by

@8, ¥](yo, yr) := Bo(yo, yr) + Y(y0,yr),

E
for (8,V,y0,yr) € R x R"* x R" x R", where ng = ngr + ngr and ® = <(§>I>
We set
K= L®(0,T;RY), K,:=C(0,T;RY), Ko:={0}gree x RZ,
so that the constraints (Z2)-(24) can be rewritten as

C('auvy) € Kca g(ay) € Kg7 (b(y(%yT) € Kq>.
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Recall that the dual space of C([0,T];R") is the space M([0,T];R™s*) of finite vector-
valued Radon measures. We denote by M([0,T]; R™*) the cone of positive measures in
this dual space. Let

E =R x R™* x L®(0,T; R"*) x M([0,T];R"s*).

Let Nk, (c(-,u,y)) be the set of elements in the normal cone to K, at ¢(-,u,y) that belong
to L>°(0,T;R"*), i.e.

Nk, (c(-,u,7)) == {v e L=(0,T;R}") : ve(t,ur, y¢) = 0 for a.a. t}.
Let Ng,(g(-,%)) be the normal cone to K, at g(-,9), i.e.

Nk, (9(~)) == {u € M0, TER™") - /[o 7

Let Nk, (®(Yo,yr)) be the normal cone to K¢ at ®(yo, yr), i.c.

(dpeg(t, ue)) = 0} .

v, >0

Ni, (®(go,yr)) := < ¥ € R"®* _
Ko (2(§0, 97)) { i ®; (o, yr) =0

fOI‘TLcDE <i§nq>}.

Finally, let
N(a7g) = R'F X NK@(Q)(gOagT)) X NKc(C('aﬂvg)) X NKq(g(ay_)) CE.

We define the costate space
P := BV([0,T];R"™).

Given A = (8,9, v, u) € E, we consider the costate equation in P
{ —dpy = DyH"[ps, vi](t, ut, ye)dt + dpe Dg(t, i),
pr. = Dy (8, Y] (40, y1)-

Definition 2.2.6. Let A\ = (8,¥,v,u) € E. We say that the solution of the costate
equation (Z8) p* € P is an associated costate iff

—po_ = Dy, @[5, 9] (50, 7).

Let Ny (u,y) be the set of nonzero A € N(u,y) having an associated costate.

(2.8)

We define the set-valued mapping U: [0,7] = R™ by
U(t) :=cl{u e R™ : ¢(t,u,y;) <0} fora.a. t,
where cl denotes the closure in R™. We can now define two different notions of multipliers.
Definition 2.2.7. (i) We say that A € N (u,y) is a generalized Lagrange multiplier iff
Dy Hp}, vy](t, s, 5:) =0 for a.a. t.

We denote by Az (u,y) the set of generalized Lagrange multipliers.

(ii) We say that A\ € Ap(u,y) is a generalized Pontryagin multiplier iff
H[p)(t,as,5¢) < H[p|(t,u,5;) for allu € U(t), for a.a. t. (2.9)

We denote by Ap(u,y) the set of generalized Pontryagin multipliers.
Note that the sets Ap(u,y) and Ap(u,y) are convex cones.

Let us mention that we show in [I8, Appendix] that even if (u,y) is a Pontryagin
minimum, inequality (2.9]) may not be satisfied for some ¢ € [0,7] and some u € R™ for
which ¢(t, u,y;) = 0.
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2.2.4 Reduction of touch points

Let us first recall the definition of the order of a state constraint. For 1 < i < ng,
assuming that g; is sufficiently regular, we define by induction gZ(j ), [0,T]x R™ xR™ — R,
J €N, by

» , , .
9"V (t,u,y) = Dug? (tu,y) + Dygl” (6w ) F(Ew ), 6 = g

Definition 2.2.8. If g; and f are C'%, we say that the state constraint g; is of order ¢; € N
iff

Dug? =0 for0<j<g—1, D,g™ #0.
If g; is of order ¢;, then for all j < ¢;, gz(j ) is independent of v and we do not mention
this dependence anymore. Moreover, the mapping ¢ — g¢;(t,4;) belongs to W%>°(0,T)
and

&I )

@gz‘(tgt) =g, (t,y) for 0<j <gq,
dJ ~ ) o ‘
@gz‘(t Ui) = 91(])('5, uyg, y) for j = g;.

Definition 2.2.9. We say that 7 € [0,7] is a touch point for the constraint g; iff it is
a contact point for g;, i.e. g;(7,y,;) = 0, and 7 is isolated in {t : g;(¢,y:) = 0}. We say
that a touch point 7 for g; is reducible iff T € (0,T), g—;gi(t, y¢) is defined for ¢ close to T,
continuous at 7, and

d2

@gi(taﬂt)\tzr < 0.

For 1 <i < ng, let us define
T 0 if g; is of order 1,
?* " 1 {touch points for g;} otherwise.

Note that for the moment, we only need to distinguish the constraints of order 1 from
the other constraints, for which the order may be undefined if g; or f is not regular enough.

Assumption 3. For 1 < i < ngy, the set 7,; is finite and only contains reducible touch
points.
2.2.5 Tools for the second-order analysis

We define now the linearizations of the system, the critical cone, and the Hessian of
the Lagrangian. Let us set

Vo = L20,T;R™), Z,:=WH(0,T;R"), and 2Z,:= W20, T;R").
Given v € Vs, we consider the linearized state equation in Z
2= Df(t,us, yt)(ve, 2¢) for aa. t € (0,7T). (2.10)

We call linerarized trajectory any (v, z) € Va x Zo such that (2I0) holds. For any (v, 2%) €
Vs x R™, there exists a unique z € Z5 such that (2I0) holds and zy = z°; we denote it by
z = z[v,2°]. We also consider the second-order linearized state equation in Zi, defined by

Co = Dy f(t, e, 5e)C + D f(t, g, Gt ) (vr, 24 [0, 2°]) for a.a. t € (0,T). (2.11)
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We denote by z2[v, 2°] the unique ¢ € Z; such that (ZII]) holds and such that 2y = 0.
The critical cone in L? is defined by
o X 2o 1z = z[v, 2]

( z) €
Do(yo,yr)(20,217) <0
Co(u,y) == ¢ D®(Yo,yr)(20,21) € Tky (®(Yo,Yr)) (2.12)
De(-,u,9) (v, 2) € Tr (e 4, Y))
Dy(-, )Z € TKg( (9))

Note that by [25, Examples 2.63 and 2.64], the tangent cones Tx, (g(-, %)) and Tx, (c(-, 4, §))
are resp. described by

Tk, ={C € C([0,T];R"™) : Vi, Vt, gi(t, ) = 0 => Gp < O},
TKc = {U} € L2([0?T]7Rm) : \V/Za fOI' a.a. ta Ci(taatagt) =0= wi,t S 0}

Finally, for any A = (8,V,v,u) € E, we define a quadratic form, the Hessian of
Lagrangian, Q[A]: Vo X Z5 — R by

QA (v, 2) == /OT D?H*[p}, vi](t, tig, i) (ve, 2¢)2dt + D*@[B, U] (3o, §ir) (20, 21)°

<>(T TAVAL
Z 7y7')z7'
+/ (e D?g(t, ge)(z)*) — > mal{r}) ( — ) :
T€Tg,i gz (T, Ur, yT)
1<i<ng

(2.13)

We justify the terms involving the touch points in 7, ; in the following section.

2.3 Reduction of touch points

We recall in this section the main idea of the reduction technique used for the touch
points of state constraints of order greater or equal than 2. Let us mention that this
approach was described in [55] Section 3] and used in [63, Section 4] in the case of optimal
control problems. As shown in [20], the reduction allows to derive no-gap necessary and
sufficient second-order optimality conditions, i.e., the Hessian of the Lagrangian of the
reduced problem corresponds to the quadratic form of the necessary conditions. We also
prove a strict differentiability property for the mapping associated with the reduction,
that will be used in the decomposition principle. Recall that for all 1 <7 < ng, all touch
points of 7T, ; are supposed to be reducible (Assumption [3).

Let ¢ > 0 be sufficiently small so that for all 1 < i < ng, for all 7 € Ty, the time
function

te[r—er+el—g(t,y)

is C? and is such that for some 8 > 0, dthl(t,gt) < —p, for all tin [t —e,7 + ¢]. From
now on, we set for all ¢ and for all 7€ 7y ;

Al =[r—e 1+ and A =[0,T]\{ UreT, . A%},
and we consider the mapping O% : U x R™ — R defined by

07 (u,y") = max {g;(t,ye) : y = ylu,y°], t € AT},
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We define the reduced pure constraints as follows:

gi(t,y) <0, forallte A, (i)

(2.14)
O%(u,y0) <0, forall 7€ Ty, (ii)

for all 7 € {1,...,ng4}, {

Finally, we consider the following reduced problem, which is an equivalent reformulation
of problem ([P)), in which the pure constraints are replaced by constraint (2.14]):

min _ ¢(yo.yr) subject to (ZT), @2), (), and (ZIZ). (P)

(u,y)eUxY
Now, for all 1 < < ng, consider the mapping p; defined by
pi: 1t € M0, TRy = (pyas, (1(T))rery ) € M(ATRy) x R Tol,
Lemma 2.3.1. The mapping ©% is twice Fréchet-differentiable at (u,yo) with derivatives

DO
D?*e¢

(: gO)(v’ ZO) = Dgi(T, gT)ZT[v, ZO],
u, go)(?ﬁ, 20)2 - D2gi (T7 gT)(ZT [U7 ZO])2 + Dgi(T7 gT)Z?— [U7 ZO]

(Dg (7, 5-)2-) i

92 (7, iy, r)

(

and the following mappings define a bijection between Ay (u,y) and the Lagrange multipliers
of problem (P'), resp. between Ap(u,y) and the Pontryagin multipliers of problem (P'):

A= (8,%,v,u) € Ap(a, ) = (8,9, v, (pi(n')1<i<n,) (2.15)
A= (8,%,v,1) € Ap(@, ) = (B,%,v, (pi(1')1<i<n, )- (2.16)

See [20, Lemma 26] for a proof of this result. Note that the restriction of p; to A§
is associated with constraint (2.I4l(i)) and (u;({7}))re7,, with constraint (ZI4{ii)). The
expression of the Hessian of ©2 justifies the quadratic form Q defined in ([ZI3]). Note also
that in the sequel, we will work with problem [P] and with the original description of the
multipliers, using implicitly the bijections (ZI5)) and (ZI6]).

Now, let us fix ¢ and 7 € 7,,;. The following lemma is a differentiability property for
the mapping O%, related to the one of strict differentiability, that will be used to prove
the decomposition theorem.

Lemma 2.3.2. There exists € > 0 such that for all uy and ug in U, for all y° in R", if
lut =l <e, |u®—alh <e, and |y° —go| <e, (2.17)
then
05(u?,y%) — 65 (u',y°) = g(7, yr[u®,4°]) — g(7, yr[u, "))
+O(lu® = u'fl(lu' = ally + u® = ally + |y° = Fo]))-

An intermediate lemma is needed to prove this result. Consider the mapping x defined
as follows:
X:x € WHP(AS) —  sup x4 €R.
te[T—e,7+¢]

Let us set 29 = gi(-,9)|ac- Note that 0 =0.
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Lemma 2.3.3. There exists o/ > 0 such that for all ' and x* in W3 (A,),if
2! — %0 <@ and |i* - i%)s < o,
then
xX(@%) = x(z') = 2?(1) — & (1) + O(|l3* — & loo ([l&" — i%loc + 1|3 = %)) (2.18)
Proof. Let 0 < o < Be and 2!, 22 in W2°°(A,) satisfy the assumption of the lemma.
Denote by 71 (resp. 72) a (possibly non-unique) maximizer of x(z!) (resp. x(z?)). Since

>0

T—e = ¥1—¢

—d>Be—a' >0 and @1, <3, +a<-Beta<l,
we obtain that 71 € (7 —&,7 4 ¢) and therefore that @1 = 0. Therefore,

Blry — | < 19, — 4] = |21, — %] < 4" — %) (2.19)
and then, |7 — 7| < ||2! — 29|00 /8. Similarly, |7 — 7| < ||#2 — i°|co/B- Then, by (ZI9),

x(@?) = 2! (n) + (2% (1) — ' (1))
= x(z") + (&*(r) — 2' (7)) + O(||#* — &' ||oo |71 — 71)

and therefore, the Lh.s. of ([2I8]) is greater than the r.h.s. and by symmetry, the converse
inequality holds. The lemma is proved. O

Proof of Lemmal[Z.32. Consider the mapping
Gr:(u,y®) € (UXRY) = (€ Ay = gilt,ye[u, y°])) € WHS(A,).

Since g; is not of order 1 and by Assumption[I], the mapping G is Lipschitz in the following
sense : there exists K > 0 such that for all (u!,y%!) and (u?,y%?),

IG+(u',y™1) = Gr(u?, 4%l o0 < K([Ju® — [l + ™2 = y™1). (2.20)

Set a = o//(2K). Let u! and u? in U, let y° in R™ be such that (2I7) holds. Then by
Lemma 233l and by (2.:20)),

@i(UQ’yO) - @i(ul,yO) = X(GT(UZ’yO)) - X(GT(ulayO))
= 9(y-[v*,9°]) = 9(y-[u',y”])
+O(|[u® = u' [l (lu® = ally + u' =@l + |y° = Fo))),

as was to be proved. O

2.4 A decomposition principle

We follow a classical approach by contradiction to prove the quadratic growth property
for bounded strong solutions. We assume the existence of a sequence of feasible trajectories
(u¥,y*);, which is such that u* is bounded and such that ||y* —||cc — 0 and for which the
quadratic growth property does not hold. The Lagrangian function first provides a lower
estimate of the cost function ¢(y%,y%). The difficulty here is to linearize the Lagrangian,
since we must consider large perturbations of the control in L* norm. To that purpose,
we extend the decomposition principle of [24) Section 2.4] to our more general framework
with pure and mixed constraints. This principle is a partial expansion of the Lagrangian,
which is decomposed into two terms: Q[\|(vA*, 2[vA* Yk —3o]), where v4F stands for the
small perturbations of the optimal control, and a difference of Hamiltonians where the
large perturbations occur.
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2.4.1 Notations and first estimates

Let R > ||ti]loo, let (u*, 41 be a sequence of feasible trajectories such that
VE, |[uF]loe < R and |uF —ally + [y§ — Go] — 0. (2.21)

This sequence will appear in the proof of the quadratic growth property. Note that the
convergence of controls and initial values of state implies that ||y* — [lcc — 0. We need
to build two auxiliary controls @* and u4*. The first one, @, is such that

{ c(t,ak,yF) <0, for a.a. t €[0,T], (2.22)

Hﬁk — Ufloc = O(Hyk — Ylloo)-
The following lemma proves the existence of such a control.

Lemma 2.4.1. There ezist € > 0 and o > 0 such that for all y € Y with ||y — 9|l < €,
there exists uw € U satisfying

[u—ulls < ally—ylle and c(t,up, ) <0, for a.a. t.
Proof. For all y € Y, consider the mapping C,, defined by
we U Cy(u) = (t = c(t,u,yr)) € L=(0,T;R").

The inward condition (Assumption [2) corresponds to Robinson’s constraint qualification
for U at u with respect to L>=(0,T;R"™). Thus, by the Robinson-Ursescu stability the-
orem [25] Theorem 2.87], there exists e > 0 such that for all y € Y with ||y — 7|l < ¢,
Cy is metric regular at u with respect to L>®(0,T;R"™). Therefore, for all y € Y with
lly — ¥lloo < €, there exists a control u such that, for almost all ¢, c(t, us, y:) < 0 and

lu = tllos = O(dist(Cy(w), L¥(0, T3 R™))) = O(|ly — §ll)-

This proves the lemma. O

Now, let us introduce the second auxiliary control u4*. We say that a partition

(A, B) of the interval [0,7] is measurable iff A and B are measurable subset of [0, 7.
Let us consider a sequence of measurable partitions (A, By )x of [0,T]. We define u* as
follows:

ut® = e pry + uflpea, ) (2.23)

The idea is to separate, in the perturbation u* — @, the small and large perturbations in

uniform norm. In the sequel, the letter A will refer to the small perturbations and the
letter B to the large ones. The large perturbations will occur on the subset By.
For the sake of clarity, we suppose from now that the following holds:

(Ag, By)k is a sequence of measurable partitions of [0, T,
ly6 — Yol + llu — @l|os — 0, (2.24)
|Bi| — 0,

where |By| is the Lebesgue measure of By. We set

oA = AP g and  oBF = 0F — y AP
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and we define

oy i=yF — g, yF = y[uA’k,ylg], and 2k .= z[vA’k,6ylg].

Let us introduce some useful notations for the future estimates:
Ryg = [[uf =y + |0ygl,  Rap o= |lu* —alla + |5y,

Ryag = [0+ 10y5],  Roap = [lvM )2+ [dy6], (2.25)

Ry g = v, Ry = ™.
Combining the Cauchy-Schwarz inequality and assumption ([2:24]), we obtain that

Ri i < RopiBrl'? = o(Ro.p)-
Note that by Gronwall’s lemma,
16y lloo = O(R1 %) = O(Rax) and ||z ]oc = O(Ry k) = O(Ray).

Note also that
165" — (y** — §) o = O(R1,Bk) = 0o(Ra)
and since [[y** — (5 + 2) ||l = O(R3 ),

169" = 2*¥ |0 = o(Rayp). (2.26)

2.4.2 Result

We can now state the decomposition principle.

Theorem 2.4.2. Suppose that Assumptions[d, [, and[3 hold. Let R > ||u]|oo, let (u¥,y*)y
be a sequence of feasible controls satisfying (Z21)) and (Ak, By)g satisfy (224). Then, for
all A= (B, ¥,v,pu) € Ap(u,y),

By, y1) — d(Go, gr)) > QN (0™, 24)

vAk
+ [0 ) — HR 0]t + o), (2:27)

where Q is defined by (2.13)).

The proof is given at the end of the section. The basic idea to obtain a lower estimate
of B(é(yo,yr) — &(Yo,yr)) is classical: we dualize the constraints and expand up to the
second order the obtained Lagrangian. However, the dualization of the mixed constraint
is particular here, in so far as the nonpositive added term is the following:

/A Vt(c(t7u£47k7y1]€€) - C(taﬁtagt)) dt+ /B Vt(c(t7a2]£€7y1]€€) - c(t7atagt))dt7
k k

where ¥ and u* are defined by ([222) and ([Z23)). In some sense, we do not dualize the
mixed constraint when there are large perturbations of the control. By doing so, we prove
that the contribution of the large perturbations is of the same order as the difference of
Hamiltonians appearing in (Z27). If we dualized the mixed constraint with the following
term:

T
| weltsuk ) = et g at,
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we would obtain for the contribution of large perturbations a difference of augmented
Hamiltonians.
Let us fix A € Ar(u,y) and let us consider the following two terms:

T
Ik = /0 —Hy[p}, v)(t, g, G2)0yf dt

+ [ H R v ) = HO s ] (8 g0) (2.28a)
k
+ B (Ha[pi\7 Vt] (t7 ﬂf, yf) - Ha[p?7 Vt] (t7 ug, gt)) de (2'28b)
k
+ | (HPE s of) = Hlpd] (82 yr)) dt (2.28¢)
k
and
g
k= /[0 (@Dt 3)00f) + 3 [ (ol 58) = it 30)) s (2.208)
’ i=1 i
+ Y p(m)(O5(u", y5) — O5(4, %)) (2.29D)
TE’Tg,i
1<i<ng

Lemma 2.4.3. Let R > ||tt|oo, let (uF, %)) be a sequence of feasible trajectories satisfying
221)), and let (A, Br)r satisfy (224]). Then, for all A € Ap(u,y), the following lower
estimate holds:

Byl v — 6(Fo, 5ir)) = D@8, (o, 1) (2", 247")? + IF + I§ + o(R3,).

Proof. Let A € Ap(u,y). In view of sign conditions for constraints and multipliers, we first
obtain that

Byl v) — (G0, 97) > @[B, U] (yh, v%) — [, ¥](%0, 1)

g
+ 3 [ atn) =gt g s+ X ()O3 () — O 5o)
1§€i§g{1g

+ N Vt(c(t7 uf7k7 yf) - C(ta ﬁta gt)) dt + /B Vt(c(t7 af? yf) - C(t7 ata gt)) dt. (230)
k k

Expanding the end-point Lagrangian up to the second order, and using (Z26]), we
obtain that

3, 9](y5, vr) — @18, ¥ (5o, yr)
= D®[B, ¥)(Go. Jr)(6ys . 0yr) + 3 D*@[B, W] (5o, 5r) (9yl, 0/)* + o( R 1)
= (p20vF — 30W) + 3D @\ o, 7r) (55" 27)? + 0(R3 ). (2.31)
Integrating by parts (see [20, Lemma 32]), we obtain that

c k
phovk —ouh = [ (awdok + oyt

)

T
= [ (= bl 30+ HN 0 ) = HI w00
_ /[0 § (dpe Dy (t, 7)545). (2.32)

The lemma follows from (Z30), (2.31]), and (2.32)). O
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A corollary of Lemma 2:43] is the following estimate, obtained with (2Z22]):

B(o(s, yF) — ¢(Fo, Ur))

[ )~ BRI 7 )t + Ol o

v

= /OT [H [py](t, ug, 5e) — HIpRl(E ar, 5¢)]dE + O(1[6y* || oo). (2.33)

Proof of the decomposition principle. We prove Theorem 4.2 by estimating the terms I}
and I} obtained in Lemma ZZ.3

> Estimation of IY.
Let show that

/DQHG[Pth](t g, Y ) (v o Ak) de
+/ Mt ugs 5 — Hipp)(E @y, 5) dt 4+ o(R3 ). (2.34)

Using (2.26) and the stationarity of the augmented Hamiltonian, we obtain that term

(2:28al) is equal to
[, Hywh vt syl / D2H [, ]t e, ) (v 50t +o(RS ). (2:35)
k

Term (2280) is negligible compared to R3 . Since

[, i)t kgl — HIp 0 k) de— [ Rl o) - HR ) de
= O(BWIRE ) = o(R3,), (2:30)

term (Z28d) is equal to
[ I k) = HI( 5 50) e+ o(5) (231)
k
The following term is also negligible:

DR (1 ) (0, 2 ) P = o( ). (2.38)

Finally, combining (2.28), ([2.35), (2Z37), and (238]), we obtain (2:34)).
> Estimation of I§.
Let us show that

Dg§1) 7,§r) k)’
2/ (dpeD?g(t,5) (% Z pa(T (2)( - )_ L (2.39)
7—672” 9; (7, uT7y7')
1<i<ng

Using (2.26)), we obtain the following estimate of term (2.29al):

- > / Dgi(t, G)yy dpa + = Z/ D?g;(t, ) (2 ") 2dpe + o(R3 ). (2.40)
7€y,
1<i<ng
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Remember that z2[v4F §yb] denotes the second-order linearization (ZIT)) and that the
following holds:

ly™* = (5 + 2™, 6yg] + 22 [0, 56D [loo = o( RS 1)-
Using Lemma and estimate (2.26), we obtain that for all ¢, for all 7 € Ty,

O (u", y5) — O (M, yp) = gi(r. k) - z(T yT ")+ O(RyB k(R + Rik))
= Dgi(7,y-)(y f )+0(R k)
= Dgi(7,y-)(dy — 27 [UA’k, Sys)) +o(R3y).  (241)

By Lemma [Z3T],

@i(uA7kay]()€) - Gi(ﬂ’g(]) = Dgi(T?gT)( +Z [ Ak 6y ]

4 D27, 5) () o(R3). (242)

Recall that the restriction of u; to AZ is a Dirac measure at 7. Summing (Z41]) and (Z.42]),
we obtain the following estimate for (2.290):

_ 1 _
> [ [ Dot aovt + 5D ) di

T€Tgi T
1<i<ng
(1) ZAKY2
1 (DM (1, 5,
gi (T’ Ur, yT)
Combining (240) and (243)), we obtain (2.39)). Combining (Z34]) and (Z39), we obtain
the result. O

2.5 Quadratic growth for bounded strong solutions

We give in this section sufficient second-order optimality conditions in Pontryagin form
ensuring the quadratic growth property for bounded strong solutions. Our main result,
Theorem 2.5.3], is proved with a classical approach by contradiction.

Assumption 4. There exists € > 0 such that for all feasible trajectories (u,y) in (U x V)
with ||y — y|| <e, if (u,y) satisfies the mixed constraints, then there exists @ such that

a4y € U(t) for a.a. t and  ||u — 4lcc = O(|ly — Ylloo)-

This assumption is a metric regularity property, global in v and local in y. Note that
the required property is different from ([2.22]).

Definition 2.5.1. A quadratic form @ on a Hilbert space X is said to be a Legendre form
iff it is weakly lower semi-continuous and if it satisfies the following property: if zF — z
weakly in X and Q(z*) — Q(x), then 2* — = strongly in X.

Assumption 5. For all A € Ap(u,y), Q[\] is a Legendre form.
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Remark 2.5.2. By |20, Lemma 21], this assumption is satisfied if for all A € Ap(u,y), there
exists v > 0 such that for almost all ¢,

7] S DiuHa[p?th](taﬂtagt) (244)
where [ is the identity matrix. In particular, in the absence of mixed and control con-

straints, the quadratic growth of the Hamiltonian (2.46) implies (2.44]).
For all R > ||u||o0, we define

AR(a,5) = {) € Ap(i,y) : for a.a. t, for all u € U(t) with |u| < R,
Hpp)(t,u, 5) — H[pp](t e, ) > 0. (2.45)

Note that Ap(u,y) = ﬂR>||ﬂ||wA§(ﬂ,gj). Remember that Cy(u,y) is the critical cone in
L?, defined by (ZI2)).

Theorem 2.5.3. Suppose that Assumptions hold. If the following second-order suffi-
cient conditions hold: for all R > ||u||s,

1. there exist @ > 0 and \* € AE(u, ) such that

{ for a.a. t, for all w € U(t) with |u| < R, (2.46)

H[pt)\*](t?u?gt) - H[pi\*](taﬂt’gt) Z a|u - Zjt|2,

2. for all (v,z) € Co\{0}, there exists A € AE(w,y) such that QN (v, z) > 0,
then the quadratic growth property for bounded strong solutions holds at (u,y).

Proof. We prove this theorem by contradiction. Let R > ||u||o, let us suppose that there
exists a sequence (u¥,y"*); of feasible trajectories such that ||[u¥||oc < R, [|y* — §llec — 0
and

ows»yr) — @5, gr) < o([lu” = all3 + [u§ — Gol*)-
We use the notations introduced in [ZZ5). Let \* = (8%, ¥*, v* u*) € AE(w, ) be such

that (2.46) holds.
> First step: |[uf — @l = Roy — 0.
By Assumption B there exists a sequence of controls (@*); such that

ay € U(t) for aa. t and |[u® — 4" = O(|0y"|lec) = O(R1 1)

As a consequence of (2:33]), we obtain that
k k r A* k A* k
B*(o(yo,yr) — ¢(o,yr)) = /0 (Hlp' 1w, ) — Hlpy |(t, @, 4p))dt

T i .
[ RV k50 — HY Ve a5)dt + o)

> al@® — a3 +o(1) = afu® — @3 + o(1).

Since B* (¢(y&, y%) — ¢ (Jo, yr)) — 0, we obtain that ||u¥ —||; — 0. Therefore, the sequence
of trajectories satisfy (Z2I]) and by the Cauchy-Schwarz inequality, Ry, — 0.
Now, we can build a sequence of partitions (A, By)r which satisfies (2.24]). Let us
define
Ay = {t €10, [uf — | < Ry}
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and By := [0,T]\Ag. Then,

lu® — iy > /B (la® —ally +18y5 )" *dt > | Byl (llu* —al|)"*.
k

Thus, |Bg| < ([|Ju* — a/1)** — 0 and we can construct all the elements useful for the
decomposition principle: @, udF, vAk §yF yAF and 24,

Let A € AE(4,%), o € [0,1) and A := o)X + (1 — 0)\*. The Hamiltonian depending
linearly on the dual variable, the quadratic growth property (246]) holds for A (instead of
A*) with the coefficient (1 — o)a > 0 (instead of «).

> Second step: we show that Ry = O(Rg,a) and QN (vAF, 24k) < O(R%Ak).

By the decomposition principle (Theorem [2:4.2]), we obtain that

mwwﬁ%ﬂ+é[mmwﬁ@w4mmMmth
< B(o(ys, yF) — ¢, yr)) + o(R3 ) < o(R3,). (2.47)

We cannot use directly the quadratic growth of the Hamiltonian, since the control u*
does not satisfy necessarily the mixed constraint (¢, uf, yt) < 0. Therefore, we decompose
the difference of Hamiltonians as follows:

Ak:/B [H[p(t,uf, 5:) — H[pM) (¢, aF, 50)]dt = AF + Ab + A§,
k

with
A= [ HN g0 — B g,
A= [T 50 — Hp (e A )t

[H[pi\](ta ﬁta gt) - H[pi‘](t, ﬁt, gt)] dt.

L
i
S—

By,

Note first that by Z47), Ap < O(R3 4,) + o(R3 ). We set
. L 1/2
Ropr = [/ [k — ut]2dt} .
By,

Note that Az > 0. In order to prove that Ry g = O(R2.4), we need the following two
estimates:

AL+ A% = o(A}), (2.48)
R g — B3l = o(R3 ) (2.49)

Since the control is uniformly bounded, the Hamiltonian is Lipschitz with respect to
and we obtain that

AL+ [AL] = O(| Bi| By ),
while, as a consequence of the quadratic growth of the Hamiltonian,
A} >l - N)Rg,B,k
2
> a1 = @) Bil (RY) + O(Ri 1)

> a(l — w)| By RV (1 + O(RYH)?, (2.50)
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which proves ([Z48). Combined with (ZZ7) and Q[N (vA*, z4F) = O(R;A,k), we obtain
that

Ay = O(Af + A} + AF) = O(Ay) = O(R3 4 1) + o(R3 5 1) (2.51)

and
Ao 1

R < -
2EE = a1 — p)
Let us prove (249). For all k, we have

AL = O(Ay) < O(RE ) + 0(R ). (2.52)

|R3pr—R5p.| = ’/B (luf — w|* — |af — @?Ddt‘
k
[ ek = (k= 0¥+ 2 — )
k

o = oo ([ b alde 42 [k - de)
By, By,

= O(Ry11)(O(|Bg|Ry1 ) + O(Ry B 1))
= O(Rg,k)

IN

IN

which proves (249), by using (Z50). Combined with (Z52)), it follows that
Ripp=R3p,+o0(R3:) =O(R3 %) +o(R3 51

and finally that

R3pr=0(R3 ;) and Ryj=O(Roap). (2.53)
Moreover, since A} > 0 and by (228)), (ZE]), and (253),
QI (F, 24F) < o(R3 ) — Af — Af < o(R3 ) + o(AF) < o(R3 4 4). (2.54)
> Third step: contradiction.
Let us set
k UA’k k ZA,k k f
w” = and 2" = = z[w", dyy /Ra, A k-
Ro Ak Ry Ak

The sequence (w*, zk); being bounded in L?(0, T;R™) x R™, it converges (up to a subse-
quence) for the weak topology to a limit point, say (w,xg). Let us set © = z[w, zg]. Let
us prove that (w,z) € Cy(u,y). It follows from the continuity of the linear mapping

z: (v, 29) € L*(0, T;R™) x R" = z[v, 9] € WH2(0, T; R")

and the compact imbedding of W2(0, T;R™) into C'(0, T; R") that extracting if necessary,
(%) converges uniformly to 2. Using (Z:26)), we obtain that
16y* = Ro,aglloo = 12" = Ry, apt]lo + 0(Ro,a )
= Ry ak(||l2" — 2| +0(1))
== 0(R27A,k;)'

It follows that
oy, y%) — 6(Jo, y7) = Ra, a1 Dé(Ho, yr) (0, ©1) + 0(Ra, A1),

O(yb, yh) — ®(go, yr) = Ro,axDd(Jo, yr) (w0, 27) + 0(Ro, A k),
lg(t.yF) — g(t. ) — Ro, axDg(t, ie)e|| . = o(Ro,ak)-
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This proves that
Do(yo, yr)(x0, x7) = 0,
D®(yo, yr) (w0, 27) € Try (9o, UT)),
Dg(7 y_).%' € TK(](Q(’ g))
Let us set, for a. a. t,
. - k_ = Ak k
c = c(t,u,yr) and ¢ = Celgep,y + c(t,u™", y; )l{teAk}-
We easily check that
lcf — (@& + Ra,anDe(t, uy, ) (wf, ) loo = 0(R2,a.)-

Therefore,

ck—c

R - DC(t,’lTLt,ﬂt)(U)t,I’t) (255)
2,Ak

in L2(0,T;R"). Moreover, cf < 0, for almost all ¢, therefore the ratio in (Z55]) belongs
to Tk, (c(-,u,y)). This cone being closed and convex, it is weakly closed and we obtain
finally that

De(t, ue, ye)(wi, x) € Tr (c(, 4, 9)).
We have proved that (w,z) € Ca(u,y). By Assumption [ Q[\] is weakly* lower semi-
continuous, thus from (2.54]) we get

QN (w, z) < 1imkian[)\] (w®, zF) < 0.

Passing to the limit when y — 1, we find that Q[\(w,z) < 0. Since A\ was arbitrary
in AR(w,7), it follows by the sufficient conditions that (w,z) = 0 and that for any \ for
which the quadratic growth of the Hamiltonian holds,

QN (w, z) = lilgn QN (w”, ).

Since Q[)] is a Legendre form, we obtain that (w”, 2*); converges strongly to 0, in contra-
diction with the fact that ||w¥ ||z + |#§| = 1. This concludes the proof of the theorem. O

2.6 Characterization of quadratic growth

In this section, we prove that the second-order sufficient conditions are also necessary
to ensure the quadratic growth property. The proof relies on the necessary second-order
optimality conditions in Pontryagin form that we established in [I8]. Let us first remember
the assumptions required to use these necessary conditions.

Assumption 6. The mappings f and g are C™, ¢ is uniformly quasi-C?, and ®¥, ! and
¢ are C?.

For 6 > 0 and € > 0, let us define
Al =t €[0,T] : cilt, e, i) > —6},
Agi={t €[0,T] : gi(t,5:) = 0} \ Tys,
AS = {te[0,T] : dist(t,A2,) < e}.

Assumption [7 is a geometrical assumption on the structure of the control. Assump-
tion [ is related to the controllability of the system, see [22 Lemma 2.3] for conditions
ensuring this property.
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Assumption 7. For 1 < i < nyg, Agﬂ has finitely many connected components and g; is
of finite order ¢;.

Assumption 8. There exist §’,& > 0 such that the linear mapping from V, x R" to
i1 LQ(AZZ‘) x T2 qu’z(AZ:i) defined by

Dei(, ) (v, 2[v, 2% pe )
( ) e

(v,2%) — ( °

is onto.
Dgi(-,9)z[v, 2°]| per
91/ 1<i<n,

The second-order necessary conditions are satisfied on a subset of the critical cone
called strict critical cone. The following assumption ensures that the two cones are equal
[25, Proposition 3.10].

Assumption 9. There exists A = (3, ¥, 7, i) € Ar(u,y) such that
7i(t) >0 foraa. teA?; 1<i<n,,
supp(it;) N A27i = A27i 1 <4< ng.
The main result of [I8] was the following necessary conditions in Pontryagin form:

Theorem 2.6.1. Let Assumptions (2, [3, and[GHd hold. If (u,y) is a Pontryagin minimum
of problem (P), then for any (v, z) € Ca(u,y), there exists A € Ap(u,y) such that

Q[A](v, 2) > 0.

Assumption 10. All Pontryagin multipliers A = (3, ¥, v, u) are non singular, that is to
say, are such that g > 0.

This assumption is satisfied if one of the usual qualification conditions holds since
then, all Lagrange multipliers are non singular. In [I8, Proposition A.13], we gave a
weaker condition ensuring the non singularity of Pontryagin multipliers.

Lemma 2.6.2. Let Assumptions[3, [3, and [B{I0 hold. If the quadratic growth property
for bounded strong solutions holds at (u,y), then the sufficient second-order conditions are
satisfied.

Proof. Let R > ||t]|oo, let @ > 0 and € > 0 be such that for all (u,y) € F(P) with
[ulloo < R and Jly — gl <,

S(yo.yr) — (o, gr) = alllu = all3 + [yo — Hol*)-
Then, (u,y) is a Pontryagin minimum to a new optimal control problem with cost
é(yo, yr) — allyo — Jol* + [lu — ul?)

and with the additional constraint ||ul|s < R. The new Hamiltonian and the new Hessian
of the Lagrangian are now given by resp.

H[p)(t,u,y) — aflu—al> and QN(v,2) — aB(|lv]* + |20|?).

It is easy to check that the costate equation is unchanged and that the set of Lagrange
multipliers of both problems are the same. The set of Pontryagin multipliers to the new
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problem is the set of Lagrange multipliers A for which for a.a. ¢, for all u € U(t) with
ul < R,

H[pi\](ta U, gt) - H[p?](t7 at7 gt) > aﬁ\u - ’ITL’%,
it is thus included into AE(u, ) (which was defined by (Z45)). Let (v, 2) in Ca(a,7)\{0},

then by Theorem [ZG.1] there exists a Pontryagin multiplier (to the new problem), belong-
ing to AE(u,y), which is such that

QN (v, 2) = aB(|zol* + [|v]3) > 0.
The sufficient second-order optimality conditions are satisfied. O

Finally, combining Theorem 2.5.3] and Lemma [2.6.2] we obtain a characterization of
the quadratic growth property for bounded strong solutions (under the Legendre-Clebsch
assumption).

Theorem 2.6.3. Let Assumptions hold. Then, the quadratic growth property for
bounded strong solutions holds at (u,y) if and only if the sufficient second-order conditions
are satisfied.






Part 11

Optimal control of differential
equations with memory






Chapter 3

Optimality conditions
for integral equations

This chapter is taken from [17]:

J.F. Bonnans, C. de la Vega, X. Dupuis. First and second order optimal-
ity conditions for optimal control problems of state constrained integral
equations. J. Optim. Theory Appl. 159(1):1-40, 2013.

This paper deals with optimal control problems of integral equations,
with initial-final and running state constraints. The order of a running
state constraint is defined in the setting of integral dynamics, and we
work here with constraints of arbitrary high orders. First and second-
order necessary conditions of optimality are obtained, as well as second-
order sufficient conditions. Second-order necessary conditions are ex-
pressed by the nonnegativity of the supremum of some quadratic forms.
Second-order sufficient conditions are also obtained, in the case where
these quadratic forms are of Legendre type.
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3.1 Introduction

The dynamics in the optimal control problems we consider in this paper is given by an
integral equation. Such equations, sometimes called nonlinear Volterra integral equations,
belong to the family of equations with memory and thus are found in many models. Among
the fields of application of these equations are population dynamics in biology and growth
theory in economy: see [90] or its translation in [84] for one of the first use of integral
equations in ecology in 1927 by Volterra, who contributed earlier to their theoretical study
[89]; in 1976, Kamien and Muller model the capital replacement problem by an optimal
control problem with an integral state equation [57]. First-order optimality conditions
for such problems were known under the form of a maximum principle since Vinokurov’s
paper [88] in 1967, translated in 1969 [88] and whose proof has been questionned by
Neustadt and Warga [70] in 1970. Maximum principles have then been provided by Bakke
[8], Carlson [28], or more recently de la Vega [35] for an optimal terminal time control
problem. First-order optimality conditions for control problems of the more general family
of equations with memory are obtained by Carlier and Tahraoui [27].

None of the previously cited articles consider what we will call ‘running state con-
straints’ That is what Bonnans and de la Vega did in [16], where they provide Pon-
tryagin’s principle, i.e. first-order optimality conditions. In this work we are particularly
interested in second-order necessary conditions, in presence of running state constraints.
Such constraints drive to optimization problems with inequality constraints in the infinite-
dimensional space of continuous functions. Thus second-order necessary conditions on a
so-called critical cone will contain an extra term, as it has been discovered in 1988 by
Kawasaki [58] and generalized in 1990 by Cominetti [34], in an abstract setting. It is pos-
sible to compute this extra term in the case of state constrained optimal control problems;
this is what is done by Pales and Zeidan [75] or Bonnans and Hermant [20, 22] in the
framework of ODEs.

Our strategy here is different and follows [2I], with the differences that we work with
integral equations and that we add initial-final state constraints which lead to nonunique
Lagrange multipliers. The idea was already present in [58] and is closely related to the
concept of extended polyhedricity [25]: the extra term mentioned above vanishes if we
write second-order necessary conditions on a subset of the critical cone, the so-called
radial critical cone. This motivates to introduce an auxiliary optimization problem, the
reduced problem, for which under some assumptions the radial critical cone is dense in the
critical cone. Optimality conditions for the reduced problem are relevant for the original
problem and the extra term now appears as the derivative of a new constraint in the
reduced problem. We will devote a lot of effort to the proof of the density result and we
will mention a flaw in [2I] concerning this proof.

The paper is organized as follows. We set the optimal control problem, define Lagrange
multipliers and work on the notion of order of a running state constraint in our setting
in Section The reduced problem is introduced in Section B3], followed by first-order
necessary conditions and second-order necessary conditions on the radial critical cone.
The main results are presented in Section 3.4l After some specific assumptions, we state
and prove the technical Lemma which is then used to strengthen the first-order
necessary conditions already obtained and to get the density result that we need. With this
density result, we obtain second-order necessary conditions on the critical cone. Second-
order suficient conditions are also given in this section. Some of the technical aspects are
postponed in the appendix.
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Notations We denote by h; the value of a function h at time t if A depends only on t,
and by h;; its ith component if h is vector-valued. To avoid confusion we denote partial
derivatives of a function h of (¢,x) by Dih and D,h, and we keep the symbol D without
any subscript for the differentiation w.r.t. all variables. We identify the dual space of R"
with the space R™ of n-dimensional horizontal vectors. Generally, we denote by X* the
dual space of a topological vector space X. We use | - | for both the Euclidean norm on
finite-dimensional vector spaces and for the cardinal of finite sets, || - ||s and || - ||4,s for the
standard norms on the Lesbesgue spaces L® and the Sobolev spaces W%, respectively.

3.2 Optimal control of state constrained integral equations

3.2.1 Setting

We consider an optimal control problem with running and initial-final state constraints,
of the following type:

T
(P) min / C(ug, ye)dt + d(yo, yr) (3.1)
(u,y)EUXY Jo
t
subject to Yt = Yo —|—/ ft, s, us,ys)ds, te€]0,T], 3.2
0

g(yt) < 0’ te [O’T]’
q)E(yanT) = Oa
q)l(yanT) < Oa

where

U= L>([0,T);R™), Y:=W>(0,T];R")

are the control space and the state space, respectively.
The data are £: R™xR" - R, ¢: R"xR"™ = R, f: RxRxR™xR"™ — R", g: R — R",
OF: R" x R® — R, &!: R® x R® — R%" and T > 0. We make the following assumption:

(A0) 1,9, f, g, ®F & are of class O and f is Lipschitz.

Remark 3.2.1. 1. We set 7 as the symbol for the first variable of f. Observe that if
D, f =0, we recover an optimal control problem of a state constrained ODE. More
generally, if Df_ld f =0, then the integral equation ([B.2]) can be written as a system
of controlled differential equations by adding d — 1 state variables.

2. The running cost £ and the running state constraints g appear in some applications
as functions of (¢,u,y) and (t,y), respectively. It fits our framework if £ and g are
of class C'°° w.r.t. all variables by adding a state variable, but the case where they
are not regular w.r.t. t is not treated here.

We call trajectory a pair (u,y) € U x ) which satisfies the state equation ([B.2). Under
assumption (A0) it can be shown by standard contraction arguments that for any (u,yo) €

U XR"™, the state equation (3.2]) has a unique solution y in ), denoted by y[u, yo]. Moreover,
the map I': U x R™ — ) defined by I'(u,yo) := y[u, yo] is of class C°.
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3.2.2 Lagrange multipliers

The dual space of the space of vector-valued continuous functions C ([0, T]; R") is the
space of finite vector-valued Radon measures M ([0, T]; R™), under the pairing

(u, h) ::/ dpshy = / P pdps g,
[OvT] 1szi§r [07 }

We define BV (][0, T]; R™), the space of vector-valued functions of bounded variations, as
follows: let I be an open set which contains [0, T]; then

BV (10,7 R™) = {h € L'(I;R™) : Dh € M(I;R™), supp(Dh)  [0,7]},
where Dh is the distributional derivative of h; if h is of bounded variations, we denote it
by dh. For h € BV ([0, T]; R™), there exists ho, hy € R™ such that

h=hy ae. on]—o0,0[NI,

h =hr ae. on |T,+oo[NI. (3.6)

Conversely, we can identify any measure p € M ([0, T];R™) with the derivative of a
function of bounded variations, denoted again by pu, such that ur = 0. See Appendix[3.A.Tl
for more details.

Let
M= M([0,T);R™), P:=DBV([0,T;R"™).

We define for p € P the Hamiltonian H[p]: R x R™ x R™ — R by

T
Hp|(t,u,y) = (u,y) + pef (¢, 1, u,y) +/t psDrf(s,t,u, y)ds (3.7)
and for ¥ € R** the end points Lagrangian ®[¥]: R” x R™ — R by

QU] (y1,92) := d(y1,92) + Y (y1,y2) (3.8)

where s := sp + s; and ® := (®F, ®1). We also denote K := {0}, x R¥, so that (3.4)-
(B35) can be rewritten as ®(yo,yr) € K. The normal cone to K at a point ®, denoted by
N (®) and defined as the polar cone of the tangent cone Tx (®), has here the following
characterization: W € Ny (®) iff

PecK, U;>0, U,0;=0, i=sp+1,...,554+s]. (3.9)

Given a trajectory (u,y) and (u, ¥) € M x R%*, the adjoint state p, whenever it exists, is
defined as the solution in P of

—dp; = Dy H[p)(t, ug, y)dt + dpueg’ (y),
{ (=po, pr) = DB[W](yo, yr). (3.10)

Note that dueg'(y¢) = >i—1 dpiegi(ye). The adjoint state does not exist in general, but
when it does it is unique. More precisely, we have:

Lemma 3.2.2. There exists a unique solution in P of the adjoint state equation with final
condition only (i.e. without initial condition):

—dp; = Dy H|p|(t, ue, ye)dt + dpeg’ (ye), (3.11)
pr = Dy, ®[¥](y0, yr).
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Proof. The contraction argument is given in Appendix B.A.1l O
We can now define Lagrange multipliers for optimal control problems in our setting:

Definition 3.2.3. The triple (u, ¥,p) € M x R** x P is a Lagrange multiplier associated
with (@, 7) iff

p is the adjoint state associated with (u,y, u, ¥), (3.12)
n=0, gy <0, /[O . dpeg(ye) = 0, (3.13)
U € Nk (®(yo0,y1)) » (3.14)
D, HIp|(t,us,y:) = 0 for a.a. t € [0,T]. (3.15)

3.2.3 Linearized state equation

For s € [1, 0], let
Vs = L([0,TER™), 2, := WH([0, T]; R™).

Given a trajectory (u,y) and (v,z9) € Vs x R™, we consider the linearized state equation
in Zg:

t
z = 20 + /0 D(%y)f(t, S, Us, Ys ) (vs, 25 )ds. (3.16)
It is easily shown that there exists a unique solution z € Z, of ([B.I0]), called the linearized

state associated with the trajectory (u,y) and the direction (v, zp), and denoted by z[v, zo]
(keeping in mind the nominal trajectory).

Lemma 3.2.4. There ezists C > 0 and Cs > 0 for any s € [1,00] (depending on (u,y))
such that, for all (v,29) € Vs x R™ and all t € [0,T7,

t
I2[0, 20]s] < C <|z0| +/ |vs|ds> , (3.17)
0
12[v, 20][l1,s < Cs (0] + [|v]ls) - (3.18)
Proof. (BIT) comes from Gronwall’s lemma and (B.I8) from (B.I7). O

For s = oo, the linearized state equation arises naturally: let (u,yo) € U x R", y :=
I'(u,yo) € Y. We consider the linearized state associated with the trajectory (u,y) and a
direction (v, z9) € U x R"™. Then

z[v, z0] = DT (u,yo)(v, 20).

Similarly we can define the second-order linearized state z*[v, 2] as the unique solution in

ZS/Z Of

t
Zt2 - /0 (Dyf(t’ 8, Us, ys)zg + D(2u7y)2f(t7 S, Ug, ys)(vs, Z[U, 20]5)2) ds (319)
for (v,z0) € Vs x R™ and s € [2,00]. If s = 00, then

22[’0, ZO] = D2F(ua yO)(va Z0)2‘
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3.2.4 Running state constraints

The running state constraints g;, i = 1,...,r, are considered along trajectories (u,y).
They produce functions of one variable, t — g;(y;), which belong to W1°([0,T]) a priori
and satisfy

d

t
90 = i) (Fltstou) + [ Dof(t s e )ds). (320)

There are two parts in this derivative:

— t > gi(y) f(t, t, us, vt ), where u appears pointwisely.

—t—= gi(y) fot D, f(t,s,us,ys)ds, where u appears in an integral.
Below we will distinguish these two behaviors and set @ as the symbol for the pointwise
variable, u for the integral variable (similarly for y). If there is no dependance on u, one
can differentiate again ([3.20) w.r.t. t. This motivates the definition of a notion of total
derivative that always “forget” the dependence on @. Let us do that formally.

First we need a set which is stable by operations such as in (3.20]), so that it will contain
the derivatives of any order. It is also of interest to know how the functions we consider
depend on (u,y) € U x)Y. To answer this double issue, we define the following commutative
ring:

t
S = {h 2 h(t, 4, 7g,u,y) = Zaa(t,ﬁ,gj)n/o baﬁ(t,s,us,ys)ds}, (3.21)
o B

where (¢,%,7,u,y) € R X R™ x R" x U x Y, the aq, by s are real functions of class C*°,
the sum and the products are finite and an empty product is equal to 1. The following is
straightforward:

Lemma 3.2.5. Let h € S, (u,y) € Ux Y. There exists C > 0 such that, for a.a. t € [0,T]
and for all (v,2,v,2) € R™ xR xU x ),

t
‘D(ﬂ,g,u,y)h(tautayt,u7y)(6agav7z)’ < C (|®| + |2| +/0 (|’Us| + |Z5|)d5) .

Next we define the derivation D(): & — S as follows (recall that we set T as the
symbol for the first variable of f or b):

1. for h: (t,0,7) € R x R™ x R" — a(t,a,7) € R,
(DWh) (¢, 5w, ) = Dyalt, ,7)
+ Dya(t,a,7) (f(t,t,zl,g]) + /Ot D, f(t, s,us,ys)ds) )
2. for h: (t,u,y) ERXU XY — fg b(t,s,us,ys)ds € R,
(D(l)h) (t,a,9,u,y) = b(t, t,a,7)+ /Ot D;b(t, s, us,ys)ds.

3. for any hq,hs € S,

(D(l)(hl + hz)) = (D(l)h1) + (D(l)hz) ;
(DM (hahs)) = (DWha) ho + by (DWhs) .
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It is clear that DWh € S for any h € S. The following formula, which is easily checked
on h =a(t,a,y) and h = fg b(t, s, us,ys)ds, will be used for any h € S:

(D(l)h) (tautayt7u7y) = Dth(t7ut7yt7uay) + Dgh(tautayhu7y)f(t7t7ut7yt)

t
‘i‘Dﬂh(taUtayt,U,?/)/ DTf(t,Saus,yS)dS' (322)
0

Let us now highlight two important properties of D). First, it is a notion of total
derivative:

Lemma 3.2.6. Let h € S be such that Dgh =0, (u,y) €U X Y be a trajectory and
2 t— h(t, Ut, Yt, U, y)

Then ¢ € Wh*°([0,T)) and

49 = (p
E(t) = (D h) (t, ug, ye, u, y). (3.23)
Proof. We write h as in (B.2I)). If Dzh = 0, then for any ug € R™,
()O(t) = h(t7u07yt7u7y) (324)
t
= Zaa(t,uo,yt) ]‘_‘[/0 ba,5(t, s, us, ys)ds. (3.25)
a B

By B25), ¢ € WH>([0,T]). And by @24,

dy

dt (t) = Dth(tau(]ayt?u?y) + Dgh(t,u(),ytauay)yt

== Dth(ta Uty Yt, U, y) + Dz?h(t7 ut, Yt, U, y)yt

since Dz Dih = DyDgh = 0 and Dz Dgh = 0. Using the expression of g, and ([B.22), we
recognize (3.23)). O

Second, it satisfies a principle of commutation with the linearization:

Lemma 3.2.7. Let h and (u,y) be as in Lemma[Z26. Let s € [1,00], (v,29) € Vs x R",
z = z[v, z9) € Z5 and

Yt Digugyh(t, e, v, u,y) (21,0, 2).
Then ¢ € W15([0,T]) and
dy
E(t) = Da.g.uy) {(D(l)h) (t,ut,yt,u,y)} (vt, 2t v, 2). (3.26)
Proof. Using DD g . h = 0, we have
Y(t) = Dguy h(t, uo, ye, u, y) (21,0, 2)

t
= ZDgaa(t,uo,yt)ZtH/O ba,pds
a B

t t
+ Zaa(t7u07yt) / D(u,y)ba,ﬁ(tySauwys)(v&zs)ds H / ba,ﬁ’ds-
o 0 pr#p70
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It implies that 1 € W5([0,T]) and that

dy
E(t): 37(g7u7y)h(t,ut,yt,u,y)(zt,v,z)
+ D;,(g,%y)h(t, ut, Y, W, Y) (Ue, (26,0, 2)) + Dyh(t, ug, ye, u, y) 2.

On the other hand, we differentiate DWh w.r.t. (@, 7, u,y) using (322). Then with the
expressions of y; and Z;, we get the relation (3.26]). O

The same principle is true at the second-order:
Lemma 3.2.8. Let h and (u,y) be as in Lemma[Z26. Let s € [2,00], (v,20) € Vs x R",

z = z[v, 2], € Zs, 2% := 2%[v, 2] € Z,9 and

¢: l—= D(2g7u,y)2h(t7 Ut, Yt, U, y)(zta v, Z)2 + D(g,y)h(t7 Ut, Yt, U, y)(zt27 22)

Then ¢ € Ws/2([0,T)) and

%(t) = Dfa guy)? [(D(l)h) (t,ut,yt,U,y)} (ve, 2,0, 2)°
+ Digy) [(D(l)h) (taut,yt,u,y)} (22, 2%).

Proof. We apply the definitions and the results of this section to a problem where the
control variables are (u,v), the state variables are (y, z) and the dynamics is given by

t
Yt :?/O+/(] f(tasyusays)d57

t
2 = 2 —i—/ D(%y)f(t,s,us,ys)(vs,zs)ds.
0

Note that the linearized dynamics at (u,v,y, 2z) in the direction (v, 0, zg,0) is given by

t
2t = 20 +/0 Du,y)f(ta 37%7%)(?}57 ZS)dS,

t
Zt2 = / (Dyf(taS,USays)Zz + D2(uay)2f(t7Sausays)(vswzs) ) ds

Let H be defined by

D(g}é, 7v,y,z)fl(ta Ut, Uty Yt, 2t U, U, Y, Z)(Zt? ZtQ, v, 0’ 254 )
= D?g,u7y)2h(t7 U, Yt, U, y)(zt7 v, 2)2 + D(g,y)h(ta Uty Yt, U, y)(zt27 22)

By Lemma 3227, the time derivative of this function is
(3.27)

D(ﬂﬂ?,g,i,u,v,y,z) [(D(l)H) (t7 Ut, Ut, Yty 2t, U, U, Y, Z)] (vta 07 2ty 25U,y 07 2, 22)7
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and by Lemma [B.2.6] definition of H and Lemma B.2.7] again, we get successively

d
_H(ta Ut, Vt, Yty 2, U, V, Y, Z)?

(D(l)H) (t, Ut, Vt, Yty 2t, U, V, Y, Z) = dt

d
= &D(@u,y)h(t, Ut, Yt, W, y)(zta U, Z)a

- D(ﬁvgvuvy) [(D(l)h) (t7 Ut, Yt, U, y)} (vta Zt, U, Z)

Then equation [B:27)) is equal to

D(Qﬁ,gm,yp {(D(l)h) (t,ut,yt,u,y)} (tht,?},z)z
+ D(gy) [(D(l)h) (t,ut,yt,u,y)} (22,2%)

and Lemma [B.2.8] is proved. O

Z() —glandgz( ).—

DMy ( ) Note that gi €8, 50 g( D e S for all j > 0. Moreover, if we write g( as in (3:21),

(2
the aa and b, g are combinations of derivatives of f and g;.

Finally we define the order of a running state constraint g;. Let g

Definition 3.2.9. The order of the constraint g; is the greatest positive integer ¢; such
that

Dgglgj) =0 forall j=0,...,q; — 1.

We have a result similar to Lemma 9 in [20], but now for integral dynamics and up to
the second-order. Let (u,y) € U x Y be a trajectory, (v,29) € Vs X R", z := z[v, z9] € Z;
and 2% := 2%[v, z] € Z, /9 for some s € [2, oq].

Lemma 3.2.10. Let g; be of order at least q; € N. Then

tegi(ye) € W([0,T]),
te giy)ze € W([0,T]),
t = g () (20 + gilye)zi € WE2([0, 1)),

and for j=1,...,q,

d’ ()

@gz(y”t =9g; (t,ut,yt,u,y), (328)
Y -

@gz(y)zh = D(ﬂ,g,my)gi(ﬁ (ta Uty Yt, U, y)(vta 2ty U, Z)a (329)

d’ .
37 (9 @) + 910020 0 = Dl o0 (6 e,y s y) (v, 21,0, 2)°

+ Dy 9 (b ey, y) (27, 22). (3.30)

Proof. The result follows from Lemmas B.2.6] B.2.7], B.2.8] by induction on j. Observe in
particular that by Definition B.:2Z9] formulas (3:28))-(330) do not depend on u; nor v; for
j=1,....q—1. O
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FEzxzample 3.2.11. 1. The classical example of a state constraint of order ¢ is y; < 0
for all ¢ € [0,7] where yt(q) = u; for a.a. t € (0,7). This higher-order controlled
differential equation can be written as a system of controlled differential equations
and the notion of order of state constraints for ODEs applies. Or it is interesting to
note that this equation can be reduced to the following scalar integral equation:

t(t—s)q_l
— [ 8 ds, tel0,T].
w= [ 0,7]

Then the constraint y; < 0 for all ¢ € [0, T] gives

. t(t — q—1—j
9(])(taﬁ7§7u7y):/(] (S%Usds, jzl,...,q—L

g (t, %, 9,u,y) = @
Thus we find again that the constraint is of order g¢.

2. We consider the following variant of the previous example:

t(t— g)4—1
Yt :/0 (t(q_i)l)!f(t,s)usds, t €10,77.

If f is not polynomial in ¢, then this integral equation cannot be in general reduced
to a system of ODEs (see Remark[B:2Z111). And the constraint y; < 0 for all ¢ € [0, 7]
is still of order gq.

3.3 Weak results

3.3.1 A first abstract formulation

The optimal control problem (P) can be rewritten as an abstract optimization problem
on (u,yo). The most naive way to do that is the following equivalent formulation:

(P) (u,yor)neigtlan J(u, yo) (3.31)
subject to 9(ylu,yo]) € C ([0, T);R"), (3.32)
®(yo, ylu, yolr) € K, (3.33)
where -
Tuso) = [ eyl olo)dt + 6o, vl ) (3:34)

and @ = (®F,®!), K = {0}s, x R*. In order to write optimality conditions for this
problem, we first compute its Lagrangian

L(u, yo, p, ¥) := J(u,y0) + /[0 . dpeg(ylu, yolt) + YO (yo, y[u, yolr)

where (u, yo, 1, ¥) € U x R™ x M x R** (see the beginning of Section B.Z2]). A Lagrange
multiplier at (u,yp) in this setting is any (u, ¥) such that

D (o) L, yo, 11, ¥) = 0, (3.35)
(n, W) € NC([O,T];RQ)xK (9(y), ®(vo,yr)) , (3.36)
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where NC([QT};RC)xK (9(y), ®(yo,yr)) is the normal cone to

C([0,T;RY) x K at (9(y), ®(yo,yr))-

We have the following characterization:
(M, \I’) S NC([O,T];RT_)XK (g(y)a ‘I)(yo, yT))
iff

T
9i(y) <0, i =0, /0 9i(ye)dpip =0, i=1,....m,
¥ € Nk (®(yo.yr)) (see B1)).
Definition (3.35])-(3:36) has to be compared to Definition .23}

Lemma 3.3.1. The couple (u, V) is a Lagrange multiplier of the abstract problem (3.31])-
B33) at (u,yo) iff (u, ¥, p) is a Lagrange multiplier of the optimal control problem (B.1])-
@A) associated with (u,y[u,yo)), where p is the unique solution of (BII).

Proof. Using the Hamiltonian (377 and the end points Lagrangian (3.8]), we have
T
L(u, yo, p, ¥) = /0 HIp](t, ur, ye)dt + /[O . dpeg(ye) + @[] (yo, yr)

T T
- /0 <ptf(t7tautayt) + /t psDTf(Sat)utayt)dS> dt.

for y = y[u, yo] and any p € P. Moreover

T T
/0 (ptf(tat,ut’yt) +/t psDTf(S’tautayt)d‘S) dt

T t
- / Dt (f(t7t7utayt) +/ D’T‘f(t7 Sausays)ds) dt
0 0

:/[OT

)

]pty'tdt = - /[ - dptys + pryT — PoYo

)

by the formula of integration by parts ([3.89) of the Appendix B.ATl Then

T
L(u,yo, 11, V) = /0 Hip)(t, ug, y)dt + /[0 - (dpeye + dpeg(ye))
+ poyo — pryr + ®[¥](vo, yr)

for any p € P. We fix (u, 3o, 1, ¥), we differentiate L w.r.t. (u,yp) at this point, and we
choose p as the unique solution of (BI1]). Then

T
D(u,yo)L(a7 Yo, 1, \Il)(’l)7 Zo) - /0 DuH[p] (t7 Ut, gt)vtdt
+ (po + Dy, [¥] (Yo, 1)) 20

for all (v,z9) € U x R"™. It follows that (B30 is equivalent to (B12]) and (BIH). And it is
obvious that (3.30]) is equivalent to (BI3)-(B3I14). O



104 CHAPTER 3. OPTIMALITY CONDITIONS FOR INTEGRAL EQUATIONS

Second we need a qualification condition.

Definition 3.3.2. We say that (u,y) is qualified iff

(i){ (v,20) = D®F(go,y7)(20, 2[v, 20]7)

UXR' — RSE is onto,

(ii) there exists (v,Zp) € U x R™ such that, with z = z[v, Z],

D@ (5o, 1) (20, 2r) = 0,
Déll(g()agT)(angT) < 07 1€ {Z : @Zl(gOagT) == 0}7
G (F)z <0on {t: gi(g) =0}, i=1,...,r

Remark 3.3.3. 1. This condition is equivalent to Robinson’s constraint qualification
(introduced in [80], Definition 2) for the abstract problem B3I)-B33) at (u,yo);
see the discussion that follows Definition 3.4 and Definition 3.5 in [58] for a proof of
the equivalence.

2. It is sometimes possible to give optimality conditions without qualification condition
by considering an auxiliary optimization problem (see e.g. the proof of Theorem
3.50 in [25]). Nevertheless, observe that if (u,y) is feasible but not qualified because
(i) does not hold, then there exists a singular Langrange multiplier of the form
(O,<I>E ,0). One can see that second-order necessary conditions become pointless
since —(0,®%,0) is a singular Lagrange multiplier too. In this perspective, we only
consider qualified solutions.

Finally we derive the following first-order necessary optimality conditions:

Theorem 3.3.4. Let (u,y) be a qualified local solution of (P). Then the set of associated
Lagrange multipliers is nonempty, convex and weakly * compact.

Proof. Since the abstract problem (B.31))-(3.33]) is qualified, we get the result for the set
{(1r, ¥)} of Lagrange multipliers in this setting (Theorem 4.1 in [92]). We conclude with
Lemma [3.3.T] and the fact that

MR — M xR x P
(1, W) — (1, ¥, p)

is affine continuous (it is obvious from the proof of Lemma [3.2.2]). O

We will prove a stronger result in Section [3.4] relying on another abstract formulation,
the so-called reduced problem. The main motivation for the reduced problem, as mentioned
in the introduction, is actually to satisfy an extended polyhedricity condition (see Definition
3.52 in [25]), in order to easily get second-order necessary conditions (see Remark 3.47 in
the same reference).

3.3.2 The reduced problem

In the sequel we fix a feasible trajectory (u,y), i.e. which satisfies (3:2))-(B.35]), and
denote by A the set of associated Lagrange multipliers (Definition B.Z3]). We need some
definitions:
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Definition 3.3.5. An arc is a maximal interval, relatively open in [0,7], denoted by
|71, 2], such that the set of active running state constraints at time ¢ is constant for all
t €)1, 72[. It includes intervals of the form [0, 7] or |7, T]. If 7 does not belong to any arc,
we say that 7 is a junction time.

Consider an arc |y, 72[. It is a boundary arc for the constraint g; if the latter is active
on |1y, 72[; otherwise it is an interior arc for g;.

Consider an interior arc |7y, o[ for g;. If g;(72) = 0, then 75 is an entry point for g;; if
gi(11) = 0, then 71 is an exit point for g;. If 7 is an entry point and an exit point, then it
is a touch point for g;.

Consider a touch point 7 for g;. We say that 7 is reducible iff j—;gi(gt), defined in a
weak sense, is a function for ¢ close to 7, continuous at 7, and

2
%gi@tﬂt:r < 0.
Remark 3.3.6. Let g; be of order at least 2 and 7 be a touch point for g;. By Lemma [32.10],
7 is reducible iff ¢ — g§2) (t,ut, yt, u,y) is continuous at 7 and gi(Q) (1,Ur,Yr,u,y) < 0. Note
that the continuity holds if u is continuous at 7 or if g; is of order at least 3.

The interest of reducibility will appear with the next lemma. For 7 € [0,T], € > 0 (to
be fixed) and any function z: [0,T] = R, x € W2 we define y,(z) by

pr(z) =max{x; : t €[t —e,7+¢|N[0,T]}.
Thus we get a functional p,: W2°°([0,T]) — R.

Lemma 3.3.7. Let g; be of order at least 2 (i.e. Dagi(l) = 0) and hence by Lemma[32.10)
gi(y) € W2, Let T be a reducible touch point for g;. Then for ¢ > 0 small enough, i,
is C1 in a neighbourhood of g;(y) and twice Fréchet differentiable at g;(ij), with first and

second derivatives at g;(y) given by

Dp-(9i(y))x = -, (3.37)

d 2
<axt|7> (3.39)

a2
@gi(yt)‘r

D?ur(9i(y)(2)* =

for any x € W2°°([0,T)).

Proof. We apply Lemma 23 of [20] to g;(7), which belongs to W°°(]0,T]) and satisfies
the required hypotheses at 7 by definition of a reducible touch point. O

Remark 3.3.8. We can write (3.37) and (3:38) for z = g}(y)z[v, 20] or = = g/ (y)(2[v, 20])* +
gi(9)2%[v, 20, (v, 20) € U x R™, since by Lemma 3210 they belong to W2°°([0,T]). More-
over, we have

2 N (A (Y )2 (D(Q,u,y)gz(l)(ﬂ??T,ﬂ,ﬂ)(zT,v,z))z
D7 (9:(9))(9i(y)2)" = — —————
gi (T7 u’T’a yT7 uv y)

(3.39)

for z = z[v, 20, (v,20) € U x R™.
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In view of these results we distinguish running state constraints of order 1. Without
loss of generality, we suppose that

— giisoforder 1 fori=1,...,rq,

— g; is of order at least 2 fori =ri +1,...,7,
where 0 < r; <r. We make now the following assumption:

(A1) There are finitely many junction times, and for ¢ = r; + 1, ..., r all touch points for
g; are reducible.

For i =1,...,r; we consider the contact sets of the constraints
A :={tel0,T] : gi(y:) = 0}.
For i =71 +1,...,r we remove the touch points from the contact sets:

7T; := the set of (reducible) touch points for g;,
A ={t€]0,T] : gi(y) =0} \ Ti. (3.40)

Fori=1,...,r and € > 0 we denote
AS = {t €[0,T] : dist(t,A;) < e}.

Assumption (A1) implies that A has finitely many connected components for any ¢ > 0
(1 <i <) and that 7; is finite (r; <i < 7). Let N :=3, ;. [Til.

Now we fix £ > 0 small enough (so that Lemma 337 holds) and we define

Gl(u’y(]) = (gz (y[U,?/O]) |Af)1§i§7n Kl = H C(Af,R,) ;
=1

G2(u’y0) = (IMT (gl (y[uﬂyo])) )7'67;', r1<i<r’ K2 = R]_V,

G3(u,y0) := ® (yo,y[u, yolr), K5 := K.

Note that Lemma B.3.7]does not enable us to consider touch points for constraints of order
1 in G, since we want the later to be regular enough. This is not a problem, we treat them
with the boundary arcs in G; and we will see that an extended polyhedricity condition
(Lemma B.4.9) is satisfied.

Recall that J has been defined by (8:34]); the reduced problem is the following abstract
optimization problem:

G1(u,y0) € Ky
(PRr) min J(u,yo), subject to Ga(u,yp) € Ko
(o) U G3(u,90) € K3

Remark 3.3.9. We had fixed (u,y) as a feasible trajectory; then (u, o) is feasible for (Pg).
Moreover, (u,y) is a local solution of (P) iff (u,yg) is a local solution of (Pg), and the
qualification condition at (u,y) (Definition B:32]) is equivalent to Robinson’s constraints
qualification for (Pg) at (u,¥o) (using Lemma B.3.7).

Thus it is of interest for us to write optimality conditions for (Pg).
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3.3.3 Optimality conditions for the reduced problem

The Lagrangian of (Pgr) is

LR(U, Yo, p,V, \I]) = J(U, yO) + Z /AE gl(y[ua yO]t)dpi,t

1<ir

+ D virhr (9 (Y[u, vo))) + PP (yo, ylu, yolr)  (3.41)

T€T;
r1<i<r

T
where uw €U, yge R, pGHM(A?), ve RN 0 eR™.
i=1

As before, a measure on a closed interval is denoted by du and is identified with the
derivative of a function of bounded variations which is null on the right of the interval.
A Lagrange multiplier of (Pr) at (u,¥op) is any (p,v, ¥) such that

D(u,yO)LR(a7 g07 PV, \Ij) = 07 (342)
pi = 0, QZ(g)|Af <0, /Ag gi(gt)dpi,t =0, 2=1,...,m, (3'43)
Vie 20, pir (9:(9)) <0, vigpr (9:(y)) =0, 7E€Ti, i=ri+1,....m (3.44)
U € Ng (‘I)(go, gT)) . (345)

We denote by Agr the set of Lagrange multipliers of (Pgr) at (u,yo). The first-order
necessary conditions for (Pg) are the same as in Theorem B.3.4}

Lemma 3.3.10. Let (u,yo) be a qualified local solution of (Pr). Then Ag is nonempty,
convexr and weakly * compact.

Given (p,v) € [Ti_; M (A%) x RY* we define u € M by

Di on Af, i=1,...,r
= . 4
Hi { > et VirOr elsewhere, i=ri4+1,...,71. (3.46)

Conversely, given 1 € M, we define (p,v) € [[i_; M (A$) x RV* by

pi i= [l Az i=1,...,n,
: , 3.47
{Vz,r:m({T}) reT;, di=r+1,...,m (3.47)

In the sequel we use these definitions to identify (p,r) and p, and we denote

(i 7] = pi({7})- (3.48)

Recall that A is the set of Lagrange multipliers associated with (u,y) (Definition B.2.3]).
We have a result similar to Lemma B.3.1k

Lemma 3.3.11. The triple (p,v, V) € Agr iff (u, ¥,p) € A, with p the unique solution of

B.I1).
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Proof. With the identification between (p,v) and u given by ([B.406) and [B47), it is clear
that (3.43)-(3.44)) are equivalent to (B.13]). Let these relations be satisfied by (p, v, ¥) and
(4, ). Then in particular

supp(p;) = supp(p;) C A, 1=1,...,7r, (3.49)
supp(pi) = supp(p;) Usupp(3 v -0-) CAUT; i=ri4+1,...,r

We claim that in this case ([8:42)) is equivalent to (312) and (BI0]). Indeed, as in the proof
of Lemma [B.3.1] we have

Lr(u,yo, p,v,¥) = /[0 . (H[p](t, ue, y¢)dt + dpeye) + poyo — PryT

+ > / 9i(ye)dpie + > [wirlpr (9:(y) + (¥ (yo, yr)  (3.50)

1<i<r T€T;
r1<i<r

for any p € P and y = y[u, yo]. Let us differentiate (say for i > ry)

/ gi(ye)dpie + Y lpir e (gi(y)) (3.51)

T€T;

w.r.t. (u,y0) at (@, 7o) in the direction (v, z9) and use (B.37), (3.48), (3.49); we get
oozt 3 s Dpe (1(0)) GL0)2) = [ olin)acni

T€T;

)

where z = z[v, z9]. Let us now differentiate similarly the whole expression ([50) of Lg;
we get

T
/0 D H p|(t, g,y )vedt + /[0 . (DyH|p)(t, ae, ye)dt + dpy + dped’ (Ge)) 2
+ (po + Dy, @[¥] (%0, 7)) 20 + (— o1 + Dy ®[¥](0, y7)) 27 (3.52)

Fixing p as the unique solution of (BI1)) in ([B:52) gives
T
D(u,yo)LR(a, g(]a PV, \II)(U’ ZO) = /O DuH[p] (t’ ata gt)vtdt + (pO + Dqu)[\ll] (gOa gT))ZO
It is now clear that ([B.42]) is equivalent to (3.12]) and BI5). O

For the second-order optimality conditions, we need to evaluate the Hessian of Lg. For
A= (u,U,p) €A, (v,20) €U x R" and z = z[v, 29] € )V, we denote

Q[A](v, 20) / D{, 2 HIpI(t, @, Gi) (vr, 20)*dt + D@ (W] (o, 1) (20, 27)°

+ > / 91 () (z)*dpaie

1<e<r

+ 3 i) [0 )2 >2+D2MT<gi<g>><gg<g>z>2}. (3.53)
TEET
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In view of (3:39) and (3:49]), we could also write

Q[A(v, 20) = /OT D?, 2 HPI(t, @, §e) (g, 20)*dt + D*®[¥](Go, 1) (20, 1)

2
(D(gvuyy) a7, G, 1, 7) (2, v, z))

[ g @) X [ (354
[0,7] Tez; 927, i, Gy 1, )
r1<i<r

Lemma 3.3.12. Let (p,v,¥) € Ag. Let (u,V,p) € A be given by Lemma [Z.311 and
denoted by \. Then for all (v,z9) € U x R,
D(2u7y0)2LR(ﬂ’gOap’ v, qI)(v’ ZO)2 = Q[}\](’U, ZO)-

Proof. We will use (8.50) and ([B.51]) from the previous proof. First we differentiate (3.51])
twice w.r.t. (u,y0) at (@,%o) in the direction (v,2q). Let z = z[v, 2] and 22 = 22[v, 2],
defined by (B.19); we get for i > r;

/Ai (ggf(zit)( 1)’ +gl(yt)zt)dult

+ 3 [i] [ Dir (i) (615)2)° + Dt (9:(5) (97 (9)(2)* + g1(9)7)]
TET;

—/ 97 () (2¢) dﬂzt+/ 9i(ge) 2 dpiy

+ D [pi] [D e (1) (61(@)2) + 1 (5:) ()2

TET;

where we have used Remark B.3.8 (337) and ([B:49]). Second we differentiate Lp twice
using ([B.50) and then we fix p as the unique solution of (BII]). The result follows as in
the proof of Lemma B.3.111 O

Suppose that A # @) and let A = (1, ¥,p) € A. We define the critical L? cone as the set
Cy of (v,29) € Vo x R™ such that

.

g:(y)z <0 on A, .

{ (7)2=0 onsupp(@)NA;, = bT (8.55)
i

9i(yr)zr <0, ;
i TE€T, i=ri+1,...,m 3.56
{ [:uz,T] gz(yT)ZT =0, ' | !
Do, i) (20, 1) € Tic (®(Gio, 7)) (357)
W D®(yo, yr)(20, 27) = 0,

where z = z[v, 29] € Z5. Then the critical cone for (Pg) (see Proposition 3.10 in [25]) is
the set
Coo :=ConN(UXR"),

and the cone of radial critical directions for (Pg) (see Definition 3.52 in [25]) is the set
CB = {(v,20) €Cx : 37 >0 : gi(y) +7g}(§)2 <0on A5, i=1,...,r},

where z = z[v, 29] € Y. These three cones do not depend on the choice of X. In view of
Lemma B.3.12] the second-order necessary conditions for (Pg) can be written as follows:
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Lemma 3.3.13. Let (u, o) be a qualified local solution of (Pr). Then for any (v, z) €
CL | there exists A € A such that

Q[A](v, 20) > 0.

Proof. Corollary 5.1 in [58]. O

3.4 Strong results

Recall that (u,y) is a feasible trajectory that has been fixed to define the reduced
problem at the beginning of Section [B.3.2

3.4.1 Extra assumptions and consequences

We were so far under the assumptions (A0)-(Al). We make now some extra assump-
tions, which will imply a partial qualification of the running state constraints, as well as
the density of CZ in a larger critical cone.

(A2) Each running state constraint g;,i = 1,...,r is of finite order g;.

Notations Given a subset J C {1,...,7}, say J = {i1 < --- < i}, we define

GO RxR™"xR"xU x Y >R by

(@), ~ ~
gifl (t7u7y7u7y)

Gf;]) (t,a’gauay) = :
(a5),, ~ ~

g”q ! (t7 ’LL, y7 ’LL, y)T

For g > 0 and t € [0, T, let

[0:={1<i<r:teAP},

MtEO = DﬂG(q) (t7atagt7ﬁ7g) € M‘Ifo‘,m (R) :

10
(A3) There exists €9,y > 0 such that, for all ¢t € [0,T7,
(M7°)€) 2y lel ve e R

(A4) The initial condition satisfies g(7p) < 0 and the final time 7" is not an entry point
i.e. there exists 7 < T such that the set IV of active constraints at time ¢ is constant
¢
for t €]r,T)).

Remark 3.4.1. 1. We do not assume that « is continuous, as was done in [21].

2. Assumption (A3) says that M;° is onto, uniformly w.r.t. ¢. Note that each constraint
is considered only in a neighbourhood of its contact set. Note also that in the case
of one running state constraint (r = 1) of order ¢ and if « is continuous, assumption
(A3) is equivalent to

agld
W(f,ut,yt,u,y) #0 VteA.

See Appendix [3.A.2] for the example [3.A.6] where this assumption is discussed.
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3. Recall that € has been fixed to define the reduced problem. Without loss of generality
we suppose that 2eg < min{|7 — 7/| : 7,7’ distinct junction times} and € < gy <
min{7 : 7 junction times}. We omit it in the notation M;°.

4. In some cases, we can treat the case where T is an entry point, say for the constraint
9i:

—if 1 <i < (ie. if g = 1), then what follows works similarly.

—ifry <@ <r (le. if ¢ > 1) and %gi(ﬂtﬂt:T > 0, then we can replace in the
reduced problem the running state constraint g;(y[u,yo])|j7—c,7) < 0 by the final
state constraint g;(y[u, yo]r) < 0.

5. By assumption (Al), we can write
0,T] =JoU---UJy (3.58)
where J; (I =0,...,k) are the maximal intervals in [0, 7] such that I;° is constant

(say equal to I;) for t € J;. We order Jy,...,J, in [0,T]. Observe that for any [ > 1,
Ji_1NJ; = {1 +¢p} with 7 a junction time.

For s € [1, 0], we denote

WO, 7)) = TLWes(0.7]), WOs(a%) = [[we(a9)
i=1 i=1
#1 <P1\A§
and for p = [ | € W@5([0,T)), p|ac := : € W@s(A®).
Pr SDT|A$

Using Lemma B.2Z.T0] we define, for s € [1,00] and zp € R,

Aszo: Vs — WD3([0,T])

v ¢'(§)2[v, 20].

We give now the statement of a lemma in two parts, which will be of great interest for
us (particularly in Section B43]). The proof is technical and can be skipped at a first
reading. It is given in the next section.

Lemma 3.4.2. a) Let s € [1,00] and 20 € R™. Let b € W(9(A®). Then there exists
v € Vs such that

(A&Z()U) ‘AE = l_)
b) Let zg € R™. Let (b,v) € W(D:2(A®) x Vy be such that
(Az..,0) |ac = .
W(D:2(Af)

Let bF € W@:2(A®), k € N, be such that ¥ ————= b. Then there exists v* € U,
k € N, such that v* L—2> v and

(.Aoovzovk) |ae = b
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3.4.2 A technical proof

In this section we prove Lemma The proofs of a) and b) are very similar; in both
cases we proceed in k + 1 steps using the decomposition ([B58]) of [0,7]. At each step, we
will use the following two lemmas, proved in Appendixes [3.A.3] and [38.A.2] respectively.

The first one uses only assumption (A1) and the definitions that follow.

Lemma 3.4.3. Let tg := 7 + g where T is a junction time.
a) Let s € [1,00] and zy € R™. Let (b,v) € W(D5(A%) x V, be such that

(As 20) |ae = b on [0, o).
Then we can extend b to b € W 9:5([0,T)) in such a way that
b= A,.,v on [0,t). (3.59)
b) Let zo € R™. Let (b,5) € W(D:2(A%) x Vs be such that
(A2,200) |as = b.
Let (b*,v%) € W@:2(A®) x U, k € N, be such that
(b%, ") W2 xE2, (b,7), and
(Am7zovk) |ae = b on [0, o).
Then we can extend b* to b* € W(9:2°([0,T)), k € N, in such a way that
b* —>W(Q)72([O7TD As 200, and
W = A oov" on [0, t0].
The second lemma relies on assumption (A3).

Lemma 3.4.4. Let s € [1,00] and zgp € R™. Let | be such that I; # 0. Fort € J;, we

denote
Mt = DﬂG%}) (t,ﬂt,gt,ﬂ,g) € L (Rm,Rull) )

Nt = Dig )Gy (1,4, 52, 0, 5) € L (Rn* X U* X y*,thl) .

a) Let (h,v) € L*(J; R x V. Then there exists © € Vs such that

{@zvonJOU---UJll, (3.60)

My + Ny (2[0, 204, 0, 2[0, 20]) = he for a.a. t € J].

b) Let (h,v) € L*(J;; RI) x Y, be such that

My + Ny (2[0, 20]t, 0, 2[0, 20]) = hy for a.a. t € Jj.

Let (¥, vF) € L=®(J; RN x U, k € N, be such that (h*,vF) RALIEN (h,v). Then there

exists 0F € U, k € N, such that o L% and

oF =0F on JoU - U Jp_q,
(3.61)

MoF + N, (z[@k,zo]t,ﬁk,z[ﬁk,zo]) = h} for a.a. t € J;.
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Proof of Lemma[53.4.2 In the sequel we omit 2 in the notations.

a) Let b € W(@#(Af). We need to find v € V; such that

g(@)z[v] =b; on A, i=1,.... 7. (3.62)
Since
v=1"on [0,t] = z[v] = z[¢'] on [0, 1],
let us construct v, ..., v" € Vs such that, for all [,

o= o J()U -UJi_q,
gz =b;on ASNJy, i=1,...,r

and v := v" will satisfy (3.62).
By assumption (A4), Jy = [O 71 — &o[ where 71 is the first junction time and then
As N Jy = 0 for all ; we choose v° := 0.

Suppose we have 0°,...0v!71 for some [ > 1 and let us construct v!. We apply

Lemma 343 a) to (b,v'"!) with {to} = J_; N J; and we get b € W@5([0,T]). Since
AsNJ, =0 ifi ¢ I, it is now enough to find v’ such that

. . (3.63)

’Ul = fUl*l on JO J---uy Jl*h
gé(z?)Z[vl] =b; on Jy, 1 € 1.

Suppose that v! = v'~1 on JyU---UJ;_1. Then gi(y)z[v!] = b; on J;_1, and it follows that

9:(y)z[v'] = b on Jj (3.64)

¢
dqi o n
dtqigi(y)z[v] = qa

And by Lemma B.2.T0] (3.65]) is equivalent to

dqi -
bz‘ on Jl. (3.65)

Dﬁgz(qZ) (t7 ah gh av g)vzlf + D(g,u,y)QEQi) (t7 ’lTLt, gta ﬁv g)(z[vl]t7 ,017 z[vl]) 7 ' (t)

for a.a. t € J,.
If I; = (), we choose v' := v!~1. Otherwise, say I; = {i; < --- < i,} and define on J;

=(qiq)
bil !

=
Il

: e L*(Jy; RN,
B(qz'p)

ip

Then ([B.63) is equivalent to

r_ ,0-1 ..
{ v = on J(] @] U Jl—l, (366)

Mt + Ny(z[o'], 0!, 2[v']) = hy for a.a. t € J).
Applying Lemma BZ44 a) to (h,v'"1), we get © such that (.66 holds; we choose v! := 7.

b) We follow a similar scheme to the one of the proof of a).
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Let (b,5) € W@2(A?) x V, be such that
9i(§)z[0) = b on A%, i=1,...,r
w(a),2

Let b* € W(q)’oo(Ae), k € N, be such that b¥ =—— b. Let us construct v¥0, ... v%* e i,

k € N, such that for all [, v kL—2> v and
— 00

ol = k=1 on Jo U Uy,
9i(9)z[""] = bf on AN Ty, i € .

We will conclude the proof by defining v* := v**, k e N.
We choose for v*0 the truncation of ¥, k € N (see Definition B.A5in Appendix B.A2).
Suppose we have v¥0 ... vF=1 Lk € N, for some [ > 1 and let us construct v*!, k € N.
We apply Lemma BZ3] b) to (0¥, 0™ 1) with {tz} = J_; N J; and we get, for k € N,
bk € W(@2([0,T]). In particular,
w2 ~
RAANGEY

b b (3.67)
where b := ¢'(7)z[v] € W@2([0,T]). And it is now enough to find v*!, k € N, such that
vl kL—2> v and

—00

{ Pl =kt on JyuU--- U Jp_y, (3.68)

gz =k on ), i € I

If I; = ), we choose v%! = v*!=1 k € N. Otherwise, say [; = {i; < --- < i,} and define
on J;

7(qiq) = ;

B bil ' (biﬁ“l)(‘h)

hi=| | e PRI, pFe= 0 L e LRI,
7(aip) bk \(aip)
bin (bzp) v

We have
M;v; + Ny(2[0]s, 0, 2[0]) = hy for a.a t € J;

and (3.68)) is equivalent to

Ukvl = ’[)k7l_1 on JO U---u Jl*l? (3 69)
Mot + No(zo" ]y, o8t 2[o 1) = B for aa. t € . |

2 — 2
By [B87), h* L, h, and by assumption, v*!~1 N Applying Lemma 344 b) to

k—o0

2
(hF,v¥!=1) ) we get o, k € N, such that 0% L% % and B89) holds; we choose v = oF,
k € N.
O

3.4.3 Necessary conditions

Recall that we are under the assumptions (A0)-(A4).
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Structure of the set of lagrange multipliers

Recall that we denote by A the set of Lagrange multipliers associated with (u,%)
(Definition B.2Z.3]). We consider the projection map

T: MxR*xP — RN xR
w.p)  — (), v)
where 7 € 7;,i=r1 +1,...,r. A consequence of Lemma a) is the following:
Lemma 3.4.5. 7|y is injective.

Proof. We will use the fact that one of the constraint, namely G1, has a surjective deriva-

tive. For p € [[j_; M (AF), we define F), € (W(q)’oo(AE))* by

)= Y [ pudpia forall o € W),

1<i<lr
Since by Lemma B2ZI0, DG/ (4, 5o) (v, 20) € W(@:>(A®) for all (v,z2y) € U x R?, we have
{p, DG1(u, o) (v, 20)) = (Fp, DG1(u,30)(v, 20))
= <(DG1(€L7 gO))* Fp7 (U7 20)> .
Then differentiating Lp, defined by (B41)), w.r.t. (u,y0) we get

Do) Lr (1, Y0, p,v, V)

= DJ(u, o) + DG1(u, 50)"F, + DGa(u, yo) v + DG3(u, 5o)* V. (3.70)

Let (u, W, p), (', ¥, p') € A be such that 7 ((u, ¥, p)) = 7 ((¢/, ¥, p')). By Lemma B.3.T1T],

let (p,v), (p/,v') be such that (p,v,¥),(p',v/, V') € Ag. Then (v,¥) = (/,¥'), and by
definition of Ag,

D(u,yo)LR(av g07 PV, \II) = D(u,yo)LR(ﬁ7 g07 pla v, \I/) = 0.
Then by B.70), DG (4, y0)*F, = DG1(u, yo)*F,y. And as a consequence of Lemma3.4.2]a)
DG (u,yo)* is injective on (W(Q)voo(AE))*. Then F, = F,y, and by density of Waoo(AS

in [TC (Af), we get p = p/. Together with v = v/, it implies u = p’ and then (u, ¥, p)
(M/7 W/7pl)'

~—

Ol

As a corollary, we get a refinement of Theorem [B.3.4}

Theorem 3.4.6. Let (u,y) be a qualified local solution of (P). Then A is nonempty,
convez, of finite dimension and compact.

Proof. Let Ay := w(A). By Theorem B34, A is nonempty, convex, weakly * compact
and A is nonempty, convex, of finite dimension and compact (7 is linear continuous and
its values lie in a finite-dimensional vector space). By Lemma BZ5, 7|p: A — A is a
bijection. We claim that its inverse

m: Ay — A
(([:U’iﬂ'])T,ia\II) — (:U’alll’p)

is the restriction of a continuous affine map. Since A = m (A, ), the result follows. For the
claim, using the convexity of both A; and A, the linearity of m and its injectivity when
restricted to A, we get that m preserves convex combinations of elements from A;. Thus
we can extend it to an affine map on the affine subspace of RV* x R®* spanned by A,.
Since this subspace is of finite dimension, the extension of m is continuous. O
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Second-order conditions on a large critical cone

Recall that for A € A, Q[)] has been defined on U x R™ by (B53) or (3.54).

Remark 3.4.7. The form Q is quadratic w.r.t. (v,29) and affine w.r.t. A. By Lem-
mas B.2.4] and B2Z10, Q2[\] can be extended continuously to Vo x R™ for any \ € A.
We obtain the so-called Hessian of Lagrangian

QN Vy xR* — R

which is jointly continuous w.r.t. A and (v, zp).

The critical L? cone Cy has been defined by (3.55)-(3.57). Let the strict critical L? cone
be the set
Oy :={(v,20) €Cq : gi(H)z=00n A, i=1,...,r},

where 2z = z[v, 2] € Z5.

Theorem 3.4.8. Let (%) be a qualified local solution of (P). Then for any (v, z) € C5,
there exists A\ € A such that
Q[A](v,20) > 0.

The proof is based on the following density lemma, announced in the introduction and
proved in the next section:

Lemma 3.4.9. CE N C5 is dense in Cs for the L? x R™ norm.

Proof of Theorem[3.7.8 Let (v,29) € C5. By Lemma B.Z3], there exists a sequence
(v, 25y € CE nCF, k € N, such that

(0%, 25) — (v, 20)-
By Lemma B3.13] there exists a sequence \¥ € A, k € N, such that
QM (vF, 28) > 0. (3.71)

By Theorem B.4.6] A is strongly compact; then there exists A € A such that, up to a
subsequence,
PLIDY

We conclude by passing to the limit in (B.71]), thanks to Remark B 4.7 O

A density result

In this section we prove Lemma B.4.9] using Lemma b). A result similar to
Lemma [34.9 is stated, in the framework of ODEs, as Lemma 5 in [21], but the proof given
there is wrong. Indeed, the costates in the optimal control problems of steps a) and c) are
actually not of bounded variations and thus the solutions are not essentially bounded. It
has to be highlighted that in Lemma b) we get a sequence of essentially bounded v*.

Proof of Lemma[5.4.9. We define one more cone:
o+ — {(v,zo) eCEnCy :36>0: gl(g)z[v,20] =0on AY, i = 1,...,r},

and we show actually that CZF is dense in C5.
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To do so, we consider the following two normed vector spaces:

X5 = {(v,zo) EUXR" : 35 >0 : gi(y)z[v, z0] = 0 on A?, izl,...,r},
Xy :={(v,20) € Vo x R" : gi(y)z[v,20] =0on A;, i =1,...,r}.

Observe that CIi+ and C5 are defined as the same polyhedral cone by ([B56)-(B.57),
respectively in X1 and X5. In view of Lemma 1 in [38], it is then enough to show that
X1 is dense in Xs.

We will need the following lemma, proved in Appendix [3.A.3k

Lemma 3.4.10. Let b; € W9%2(A%) be such that

Then there exists b} € W3%>(A%), § €]0,¢[, such that b V;Li:) b; and
_>

b =0 on A2

Going back to the proof of Lemma BZ9, let (v,%) € Xa and b = (Agz0)|a-.
We consider a sequence d; \, 0 and for i = 1,...,7r, bf = bf’“ € Wa°(AF) given by
Lemma BZI0. Applying Lemma BZ2b) to bv*, we get v*, k € N. We have (v¥, %) € XL,
and (v¥,Zy) — (1, %). The proof is completed. O

3.4.4 Sufficient conditions

We still are under the assumptions (A0)-(A4).

Definition 3.4.11. A quadratic form () over a Hilbert space X is a Legendre form iff it is
weakly lower semi-continuous and if it satisfies the following property: if z¥ — x weakly
in X and Q(zF) — Q(z), then z* — x strongly in X.

Theorem 3.4.12. Suppose that for any (v, z0) € Ca, there exists A € A such that Q[\] is
a Legendre form and

QA(v,20) >0 if (v,20) # 0. (3.72)

Then (u,y) is a local solution of (P) satisfying the following quadratic growth condition:
there exists 5 > 0 and a > 0 such that

T 50) > J(0,50) + 38 (hu — @l + lyo — o (373)
for any trajectory (u,y) feasible for (P) and such that ||u — ul|s + |yo — Yo| < .
Remark 3.4.13. Let A = (u, ¥, p) € A. The strengthened Legendre-Clebsch condition
Ja >0 : D2, Hp|(t, us, §) > al,y, for a.a. t € [0,T)] (3.74)

is satisfied iff Q[A] is a Legendre form (it can be proved by combining Theorem 11.6 and
Theorem 3.3 in [53]).
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Proof of Theorem [37.13. (i) Let us assume that (372) holds but that (373]) does not.

Then there exists a sequence of feasible trajectories (u”,y*) such that

{ Wk, y8) 2255 (@, 50), (uF,uh) # (@, 7). (3.75)

’ 2
J(,y8) < J(@,50) + o (lu* = alla + v — 5ol) -

Let o, := |[u¥ — @ll2 + |y§ — Yol and (vF, 28) == o (uk — i, yb — gjo) € U x R™. There
exists (v, zg) € Vo x R™ such that, up to a subsequence,

(vF, 28) = (0, Z) weakly in Vo x R™.

(i) We claim that (v, zp) € Cs.
Let 2F := z[v¥, 28] € Y and 2 := 2[v, Z9] € 2. We derive from the compact embedding
Z5, C C([0,T);R™) that, up to a subsequence,
& — zin C([0,T;;R").

Moreover, it is classical (see e.g. the proof of Lemma 20 in [20]) that

J(uk7 yg) = J(’ZL7 gO) + UkDJ(a7 gO)(Uka Zg) + O(Uk)7 (376)
9(*) = 9(g) + arg (@)2* + o(a), (3.77)
D(ys, yi) = (Yo, yr) + ok D® (G0, Y1) (2, 25) + o(o%).- (3.78)
It follows that

DJ(u,0)(v, z) <0, (3.79)

gi(y)z <0 on A i=1,...,7r1,
{gé(y)zﬁOonAiUTi t=r+1,...,7 (3.80)
Do (3o, yr)(20, 2[0, Z0|T) € T (®(Y0,91)), (3.81)

using (B.75) for (379) and the fact that (a,), (u*,y*) are feasible for (B80) and (B.RI).
By Lemma B3] given A\ = (i, ¥, p) € A, we have

DJ(u,4o)(v, z0) + /[O . djirg' (ye) + €D (Yo, y1) (20, 21) = 0.

Together with Definition B.Z3] and (3.79)-([3.81)), it implies that each of the three terms is
null, i.e. (v,z) € Cs.

(iii) Then by ([B.72) there exists A € A such that Q[)\] is a Legendre form and

0 < QN(5, ). (3.82)

In particular, Q[\] is weakly lower semi continuous. Then

Q[N (v, 20) < limkinfﬂ[j\] (vF, 28) < limksup Q) (", 28). (3.83)

And we claim that

lim sup Q[ (v*, z8) < 0. (3.84)
k
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Indeed, similarly to ([B76)-(B18), one can show that, A being a multiplier,

_ | o
Lr(u®,y& N) — Lp(t, 9o, \) = 501%D(2u,y0)2LR(U,y0, N (08, 262 + o(c?). (3.85)

Since Lr(u*, vk, \) — Lr(u, 90, \) < J(u¥, yf) — J (i, o), we derive from (B.75), (3.85) and
Lemma 3312 that
QA (vF, 25) < o(1).

(iv) We derive from (3.82), (3:83) and (3:84]) that
QA (vF, 25) — 0 = Q\|(7, 2).

By B712), (v,%0) = 0. Then (v¥,25) — (9, %) strongly in Vs x R™ by definition of a
Legendre form. We get a contradiction with the fact that |[v*|ls + [2§| =1 for all k. O

In view of Theorems B.4.8] and B.4T12] it appears that under an extra assumption, of
the type of strict complementarity on the running state constraints, we can state no-gap
second-order optimality conditions. We denote by ri(A) the relative interior of A (see
Definition 2.16 in [25]).

Corollary 3.4.14. Let (u,y) be a qualified feasible trajectory for (P). We assume that
C5 = Cy and that for any X € ri (A), the strengthened Legendre-Clebsch condition (3.74)
holds. Then (u,y) is a local solution of (P) satisfying the quadratic growth condition ([B13))
iff for any (v, z0) € Ca \ {0}, there exists X\ € A such that

Q[A](v, z9) > 0. (3.86)

Proof. Suppose (3.86]) holds for some A € A; then it holds for some A € ri (A) too and now
Q)] is a Legendre form. By Theorem B.412] there is locally quadratic growth.
Conversely, suppose ([B.73]) holds for some S > 0 and let

1 ) i
Ta(u. o) = J(u,y0) = 58 ([lu — 2 + yo — Gol)*

Then (u, o) is a local solution of the following optimization problem:

min  Jg(u,yp), subject to G;(u,yo) € K;, i =1,2,3.
(u,y0)EUXR™ 5t 30) J i(u;90) i

This problem has the same Lagrange multipliers as the reduced problem (write that the
respective Lagrangian is stationary at (u,yo)), the same critical cones and its Hessian of
Lagrangian is

Q5[ (v,20) = QN (v, 20) = B ([|o]|2 + |20])° -
Theorem B.AF] applied to this problem gives (3.80)). O

Remark 3.4.15. A sufficient condition (not necessary a priori) to have C§ = Cy is the
existence of (i1, ¥,p) € A such that

supp(ji;) = A, i =1,...,7
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3.5 Concluding remarks

Our main result in this paper is the statement of second-order necessary conditions on
a large critical cone. This result is obtained by density, under some assumptions on the
running state constraints and their contact sets. The density technique might be adapted
to mixed control-state constraints.

These necessary conditions turn out to be no-gap optimality conditions if a strict
complementarity condition and a strengthened Legendre-Clebsch condition hold. It has
to be noted that the latter would be satisfied if we could state second-order optimality
conditions involving Pontryagin multipliers, as we intend to do in a future work.

An extension of the results presented here to other classes of equations with memory,
such as delay differential equations, should also be possible.

3.A Appendix

3.A.1 Functions of bounded variations

The main reference here is [5], Section 3.2. Recall that with the definition given at
the beginning of Section B.2.2], for h € BV ([0, T]; R™) there exist hg, hy € R™ such that

36) holds.

Lemma 3.A.1. Let h € BV ([0, T);R™). Let h!, h" be defined for all t € [0,T] by

hf& := ho + dh([0,1]),
h;’ = ho + dh([o’t])'

Then they are both in the same equivalence class of h, h is left continuous, h" is right
continuous and, for all t € [0,T],

h = hy — dh((t, T7), (3.87)
hy = hy — dh(]t,T]). (3.88)
Proof. Theorem 3.28 in [5]. O

The identification between measures and functions of bounded variations that we men-
tion at the beginning of Section B.2.2] relies on the following;:

Lemma 3.A.2. The linear map
(¢, p) — (h: t— c—u([t,T]))
is an isomorphism between R™ x M ([0, T];R™) and BV ([0,T]; R™), whose inverse is
h—s (hT, dh).
Proof. Theorem 3.30 in [5]. O

Let us now prove Lemma, [3.2.2]
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Proof of Lemma 322 By [B.87), a solution in P of (311 is any p € L'([0, T]; R™) such
that, for a.e. t € [0,T],

T
Dt :Dy2®[\I’](yo7yT)+/t DyH[p](s,us,ys)ds+AT] dpsg’ (ys).
We define ©: L([0,T]; R™) — L([0, T]; R™) by
T !
@@h:DwWmeﬂ+[-%HM@%wJB+Aﬂwg@Q

for a.e. t € [0,T], and we show that © has a unique fixed point. Let C' > 0 such that
1Dy fllso, 105 7 flloe < C' along (u,y).

T
|@(p1)t - @(p2)t| = |/t (DyH[pl](Saus,ys) - DyH[p2](5’us,ys)) ds

SC/tT [!pl( —pa(s H—/ Ip1(0 )\dG] ds
= [ fin) p2|+/m1 pal)]a] s

SCﬂ+ﬂAIm@—m@M&

We consider the family of equivalent norms on L!([0, T]; R™*)

lolli g = (It = e FT Do)y (K = 0).

18(p1) — O(pa) 15 < C(1+T) / / K(T=0, (s) — po(s)|dsdt
C(l—i—T)/O e K(T—s) Ip1(s) — p2(s)| [/OS eK(ts)dt] ds
< WHM —palli k-

For K big enough © is a contraction on L([0,T];R™) for || - || k; its unique fixed point
is the unique solution of (B.11). O

Another useful result is the following integration by parts formula:

Lemma 3.A.3. Let h,k € BV ([0,T]). Then h € L'(dk), k" € L'(dh) and

/ hdk + / k"dh = hykr — hoko. (3.89)
[0,T] (0,77

Proof. Let A := {0 <y <z <T}. Since xa € L'(dh®dk), we have by Fubini’s Theorem
(Theorem 7.27 in [44]) and Lemma B.AT that h! € L'(dk), k" € L'(dh) and we can
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compute dh ® dk(A) in two different ways:

dh ® dk(A) = / / dhydk,
0.1 Jig.11

hy — bl ) dk

[O,T] ( T y) Y

= hy (kr — ko) — / hldk,,
[0,7]

dh @ dk(A) = / dk,dh,
[0, 7] J]0,x]

_ / K7 dhy — ko (hy — ho) -
0.7)

3.A.2 The hidden use of assumption (A3)

We use assumption (A3) to prove Lemma B.4.4] (and then Lemma 342 ...) through
the following:

Lemma 3.A.4. Recall that My := DaG\% (£, 7, 51, 1, 5) € M0, ,, (R), t € [0,T]. Then

MM is invertible and | (MtMt*)f1 | < v~2 forallt € [0,T7.
Proof. For any z € RIF°®I
(MyMz,z) = ‘Mg‘x’Q > ’yQIx‘Q,

Then M;M;xz = 0 implies x = 0 and the invertibility follows.
Let y € ROl and z .= (MM;) ' y.

llal = (g, ) = (MM 2, 3) = [Maf? > 2.
For y # 0, we have x # 0; dividing the previous inequality by |z|, we get
7| (M) y| < Tyl
The result follows. O

Before we prove Lemma [3.4.4] we define the truncation of an integrable function:

Definition 3.A.5. Given any ¢ € L*(J) (s € [1,00[ and J interval), we will call truncation
of ¢ the sequence ¢¥ € L>°(J) defined for k € N and a.a. t € J by

. on if |¢¢| < K,
P = k:ﬂ
[on

otherwise.

Observe that ¢” L, o.
k—o0
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Proof of Lemma [3.4.4) In the sequel we omit 2 in the notations.
(i) Let v € V5. We claim that v satisfies

My + Ny (z[v]e, v, 2[v]) = hy for a.a. t € J (3.90)

iff there exists w € L*(J;; R™) such that (v, w) satisfies

M —
{ wy = 0, for a.a. t € Jj. (3.91)

vy = M (MyM;) ™ (hy — Ny(2[v]y, 0, 2[0])) + wy,

Clearly, if (v, w) satisfies (B.91]), then v satisfies (8:90]). Conversly, suppose that v satisfies
B30). With Lemma BA4 in mind, we define o € L*(Jy; R) and w € L*(J;; R™) by

o= (MM*)™" Mo,
wi= (L — M* (MM*)™ M) .

Then

Mw =0,
{ v= Matw, ™ Jj. (3.92)

We derive from (3.90) and (3.92) that
MM oy + Ny (2[v]e, v, z[v]) = hy for a.a. t € J;.
Using again Lemma [B.A.4] and ([3.92)), we get (3.91).

(ii) Given (v, h,w) € Vs x L*(J;; RN x L3 (J;; R™), there exists a unique & € Vg such that
v=vonJoU---UJ_1UJp1U---UJyg, (3.93)
oy = My (MyM;) ™ (hy — Ny(2[0)4, 9, 2[0])) + wy for a.a. t € Jj, '

Indeed, one can define a mapping from Vs to Vs, using the right-hand side of (8:93]). Then
it can be shown, as in the proof of Lemma [32.2], that this mapping is a contraction for
a well-suited norm, using Lemmas B.2.4], and B.A.4l The existence and uniqueness
follow. Moreover, a version of the contraction mapping theorem with parameter (see e.g.
Théoréme 21-5 in [31]) shows that ¢ depends continuously on (v, h, w).

(iii) Let us prove a): let (h,v) € L3(J;; R x Vg and let w := 0. Let @ € Vs be the unique
solution of (3.93) for (v, h,w). Then © is a solution of (B.60) by (7).

(iv) Let us prove b): let (h,v) € L*(J;; R x Y, as in the statement and let @ be given
by (7). Then v is the unique solution of F33) for (v, h,w).

Let (h*,vF) € L°(J; R x U, k € N, be such that (k¥ o) RALIEN (h,v) and let
wh € L®(J;;R™), k € N, be the truncation of w. It is obvious from Definition B.A5] that

Mtwf =0 for a.a. t € J,.

Let o* € U be the unique solution of (F93) for (v¥, h*, w*), k € N. Then by uniqueness
and continuity in (i),

~k L5 _
v — 0.

And " is a solution of (B.61I)) by (i). O
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We finish this section with an example where assumption (A3) can be satisfied or not.
Ezample 3.A.6. We consider the scalar Example 221112 with ¢ = 1 and f(¢,s) = f(2t—s):

t
Yy = / f(2t — s)usds, te€][0,T],
0

where f is a continuous function and is not a polynomial, and the trajectory (u,y) = (0,0).
Then
My = f(t) € M11(R)

and (A3) is satisfied iff
f(t)#0 Vtel0,T].
3.A.3 Approximations in W%?2

We will prove in this section Lemmas [3.43] and B.AT0l First we give the statement
and the proof of a general result:

Lemma 3.A.7. Let & € W%2([0,1]). For j =0,...,q — 1, we denote

a; = 29)(0),
B =2V (1),
and we consider af,ﬁf € RY, k € N, such that (af,ﬂf) — (&j,Bj). Then there exists

zk € We>([0,1]), k € N, such that z* W2 5 and, for 7 =0,...,q—1,
(3.94)
Proof. Given u € L?([0,1]), we define x,, € W%2([0,1]) by

t rsi1 Sq—1
Ty (1) ::/ / / ’ u(sq)dsqdsg—1---dsy, t €[0,1].
0 JO 0
Then xq(tq) =wu and, for j =0,...,¢—1,
2P (1) =7 = (aj,u)2 =
where a; € C([0,1]) is defined by

(1 —¢t)a-1-J
(¢g—1-=5"

Indeed, a straightforward induction shows that

() 1 Sj+1 Sq—1
x) (1) :/0 /0 /0 u(sq)dsgdsg—1 - dsjy1.

Then integrations by parts give the expression of the a;. Note that the a; ( =0,...,¢—1)
are linearly independent in L?([0,1]). Then

a;j(t) == t € [0,1].

A: R — L2([0,1)
Ao g—1
: — YA

)\q—l 7=0
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is such that A*A is invertible (A* is here the adjoint operator). And
) (1) = Vi, §=0,0.,g—1 = A*u= (y0,...,7-1) (3.95)

Going back to the lemma, let @ := 29 e L?([0,1]). Observe that

q—1 &
SOEDY l'tl—l—xu() telo,1],

and that A*d = (J0,...,94-1)7 where

O S S
;5/_7_5] Z(l_ )'53_0’ aq 1
I=j

Then we consider, for k € N, the truncation (Definition B.AR) 4% € L>°([0,1]) of 4, and

q—1 k

kE._ ok Q .

=5
Wk = (75""/7(];—1
uk = ok 4 A(A*A)—l ( koA,

)T

)

- k
Zl—l +z,(t), t€[0,1]. (3.97)
=0

It is clear that u* € L([0,1]) (by definition of A); then z* € W%°°([0,T]). Since

A*uF = 4* and in view of B95), (B.96) and (B.97), (B.94) is satisfied. Finally, vF — 4;,
for j =1 to ¢ — 1; then v* — A*4 and v — 4.
O

We can also prove the following:

Lemma 3.A.8. Let & € W%2([0,1]) be such that £9)(0) =0 for 5 =0,...,q — 1. Then
for § > 0 there exists z° € W>([0,1]) such that ° W2 % and

6—0

2% =0 on [0,4).

Proof. We consider u® € L>([0,1]), § > 0, such that u’ = 0 on [0, ] and u 6 Ly 4= 50,

6—0
Then we define 2° := 2,5 (see the previous proof). O

Now the proof of Lemma B.4.10] is straightforward.

Proof of Lemma[34.10. We observe that b; = 0 on A; implies that BZ(]) = 0 at the end
points of A; for j =0,...,¢; — 1 (note that with the definition (340, if one component
of A; is a singleton, then ¢; = 1). Then the conclusion follows with Lemma [3.A.8 applied
on each component of AF\ A;. O

Finally, we use Lemma [3.A.7] to prove Lemma [3.4.3
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Proof of Lemma [3.7.3 In the sequel we omit zg in the notations. We define a connection
in W2 between 11 at t; and v at to as any p € W°([tq, t2]) such that
{ P () = ¢9)(f1), =0, q—1
¥ (1) = v§ (1),

a) We define b; on [0,%9] by b; := gi(g)z[v], i = 1,...,r. We need to explain how we
define b; on ]to, T, using b; and connections, to have b; € W%-*([0,T]) and b; = b; on each
component of AiNJtg,T]. The construction is slightly different whether to € A$ or not,
i.e. whether i € If or not. Note that by definition of g and of o, I} is constant for ¢ in
a neighbourhood of t5. We now distinguish the 2 cases just mentioned:
1. i € Ij;: We denote by [t1,?2] the connected component of Af such that to €]ty,t2].
We derive from (59) that b; = b; on [t1,%9]. Then we define b; := b; on |tg, to].
If A% has another component in Jt2, T'], we denote the first one by [t], t5]. Let ¢ be a
connection in W% between b; at ty to b; at t}. We define b; := 1) on |to, t|[, b; := b,
on [t,t5], and so forth on |t;, T.
If A% has no more component, we define b; on what is left as a connection in W%
between b; and gl(y)z[v] at T.
2. i ¢ If: 1f A7 has a component in [to, 7], we denote the first one by [t1,f2]. Note
that ¢, — tg > €9 — £ > 0. We consider a connection in W% between b; at t, and
b; at t; and we continue as in 1.

If A% has no component in [tg, 7], we do as in 1.

b) For all k € N, we apply a) to (b¥,v*) and we get b¥. We just need to explain how we
can get, for i=1,...,r,

~ Wi 2
b ~—— 6i()2[7]
_>

By construction we have

on [0,t0], b = gj(5)z[v"] — ¢i(y)=[0],
on AF, bé“ = bf — b = gl(y)z[v].

Then it is enough to show that every connection which appears when we apply a) to
(bF,vF), for example ¥ € W%>([ty,ts]), can be chosen in such a way that

W — gi(§)z[0] on [t, to].

This is possible by Lemma, [3.A.7] O



Chapter 4

Medical application

This chapter is taken from [42]:

X. Dupuis. Optimal control of leukemic cell population dynamics. Sub-
mitted. Inria Research Report No. 8356, August 2013.

We are interested in optimizing the co-administration of two drugs for
some acute myeloid leukemias (AML), and we are looking for in vitro
protocols as a first step!. This issue can be formulated as an optimal
control problem. The dynamics of leukemic cell populations in culture
is given by age-structured partial differential equations, which can be
reduced to a system of delay differential equations, and where the con-
trols represent the action of the drugs. The objective function relies
on eigenelements of the uncontrolled model and on general relative en-
tropy, with the idea to maximize the efficiency of the protocols. The
constraints take into account the toxicity of the drugs. We present in
this paper the modeling aspects, as well as theoretical and numerical
results on the optimal control problem that we get.

1. This work is part of the DIM LSC project ALMA on the Analysis of Acute Myeloid Leukemia. It
brings together clinicians and biologists of the Inserm team 18 of UMRS 872 (Jean-Pierre Marie, Pierre
Hirsh, Ruo-Ping Tang, Fanny Fava, Annabelle Ballesta, Faten Merhi) and mathematicians of the Inria
teams Bang (Jean Clairambault, Annabelle Ballesta), Disco (Catherine Bonnet, José Luis Avila) and
Commands (J. Frédéric Bonnans, Xavier Dupuis).
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4.1 Introduction

Acute myeloid leukemias (AML) are cancers of the myeloid lineage of white blood cells.
The process of blood production, called hematopoiesis, takes place in the bone marrow,
with hematopoietic stem cells (HSC) at its root. HSC have the abilty to self-renew, i.e.
to divide without differentiating, and to differentiate towards any lineage of blood cells by
dividing into progenitors. These progenitors are committed stem cells which follow a path
of differentiation, producing cells which are more and more engaged into one lineage and
lose progressively their ability to self-renew. Once they are fully mature and functional,
cells of each lineage are released into the bloodstream. The hematopoiesis consists in the
regulation of the self-renewal and the differentiation of cell populations [76]. In AML, the
differentiation is blocked at some early stage, leading to the accumulation of immature
white blood cells, called blasts, of the myeloid lineage. This blockade being associated with
a proliferation advantage, the blasts quickly crowd the bone marrow and are eventually
released into the bloodstream.

One of the first mathematical model on hematopoiesis was proposed in 1978 by Mackey
and focused on the HSC population dynamics [62]. Mackey considered two phases in his
model, a resting phase and a proliferating phase, and described the dynamics of the two
HSC sub-populations by a system of delay differential equations; these equations can be
justified by age-structured partial differential equations. To represent the blockade of the
differentiation in AML, Adimy et al. considered the dynamics of cell populations of several
maturity stages and developped a multi-compartmental model, where each compartment
represents a maturity stage and is again divided in two phases [2]. Ozbay et al. proceeded
with the stabiliy analysis of this delay differential system in [74], and Avila et al. refined
the model in [7] by considering more than two phases per compartement and modeling
the fast proliferation in AML. Stiehl and Marciniak also proposed a multi-compartmental
model on leukemias [86]; they considered healthy and leukemic cell populations, but did
not distinguish resting and proliferating phases and thus did not get delays.

The treatment for most of the types of AML is a challenge [83]. Clinicians of the
department of hematology at Saint-Antoine hospital in Paris would be interested for some
cases in co-administrating two drugs: a cytotoxic (Aracytin), which enhances cell death,
and a cytostatic (AC200), which slows down proliferation. A first step is to determine
how such a combination should be scheduled in in vitro experiments. To that purpose,
biologists of the same hospital have sampled blood from patients with AML, sorted cancer
blasts, and carried out leukemic cell cultures. The number of cells, their state in the cell
cycle, and their maturity stage have then been daily measured during 5 days, without and
with each of the two drugs at different constant concentrations in the culture [9].

In this paper, we idealize these experiments and consider leukemic cell cultures with
varying concentration of both drugs. We are looking for in vitro protocols of drugs admin-
istration, i.e. schedules of the concentration of both drugs during the experiment, which
are as efficient as possible without being too toxic. To formulate this issue as an optimal
control problem, a state equation, an objective function, and constraints have to been set.

The state equation models the cell population dynamics under the action of the drugs;
we consider an age-structured model with one maturity compartement, divided in one
resting phase and one proliferating phase. Adimy and Crauste used such a model in [I]
to represent the dependence of cell death and proliferation on growth factors. Here, the
action of the cytotoxic on cell death is age-dependent, and the drug concentrations are not
solutions of evolution equations but are control variables which define an in vitro protocol.
Gabriel et al. identified the action of a drug inducing quiescence (erlotinib) with a fraction
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of quiescent cells in [46]. The action of the cytostatic in our model is also represented by
a fraction of resting cells, which is here time-dependent, and not by a varying velocity in
the proliferating phase as Hinow et al. in [56]. See also [13] about the modeling of the
action of the drugs.

The objective function aims at minimizing the leukemic cell population at the end
of the experiment, in order to maximize the efficiency of the corresponding protocol. Its
definition actually requires a long time asymptotic analysis to avoid an horizon effect. This
analysis relies on the specialization of the general relative entropy principle introduced by
Michel et al. [68] to our model. Various kinds of objective functions exist in the litterature:
final or maximal number of tumor cells [10], final tumor volume [59)], performance index
[60], or eigenvalue [14]; the use of an age-dependent weight given by eigenelements in this
paper seems to be new.

The constraints come from biological bounds on the action of the drugs and from
maximal cumulative doses that we impose to limit the toxicity of the protocols, as in [59];
there is no healthy population in our model on which we could set a toxicity threshold
as in [I0, 14]. The optimization problem that we get is equivalent, by the method of
characteristics, to an optimal control problem of delay differential equations. For such a
problem, optimality conditions are available in the form of Pontryagin’s minimum principle
[50]; it can also be reduced to an undelayed optimal control problem [48, [49], and then
solved numerically by standard solvers.

The paper is organized as follows. In Section [£.2] we model the population dynamics
under the action of the drugs. Section [£3] contains the analysis of this model, including a
general relative entropy principle and a long time asymptotic analysis. The optimal control
problem is set in Section [4.4] and theoretical results and numerical optimal protocols are
presented in Section The precise statement of Pontryagin’s minimum principle for our
problem has been postponed to the appendix, together with the parameters used for the
numerical resolutions.

4.2 Modeling

We present here the dynamics of leukemic cell populations in culture and under the
action of the two drugs.

4.2.1 Cell populations

We consider a leukemic cell population in vitro and we distinguish two sub-populations
[T, [62]: the resting cells, which are inactive (G phase), and the proliferating cells, which
are engaged in their cycle (G1.SG2M phase).

Resting cells are introduced into the proliferating phase at a rate 5, independently of
the time spent in the resting phase. Considering that the proliferation is uncontrolled in
case of AML, we do not represent any feedback from a cell population [62] [64] or a growth
factor [1], and thus 3 is constant in our model.

Proliferating cells die by apoptosis at a rate v, and if it does not die, a cell divide
during mitosis, after a time 27 spent in the phase, in two daughter cells which enter the
resting phase. We consider that the duration of the proliferating phase 27 is the same for
all cells; this is not true biologically [2] but one can think of 27 as an average duration [64].

We structure the proliferating population by an age variable a which represents the
time spent in the proliferating phase by a cell. We denote by R(t) the resting population
at time ¢, and by p(t,a) the proliferating population density with age a at time ¢.
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4.2.2 Action of the drugs

The two drugs are a cytotoxic (Aracytin) and a cytostatic (AC220).

The cytotoxic damages the DNA of the cells during the S sub-phase of their cycle;
it results in an extra death rate. To simplify further calculus and numerical issues, we
consider that u(t), the death rate due to the cytotoxic at time t, affects the second-half of
the proliferating phase, i.e. proliferating cells with age a € |1, 27].

The cytostatic inhibits a receptor tyrosine kynase (F1t3) of the cells in the resting
phase; it results in a fraction k(¢) of inhibited cells among the resting cells, which can no
more enter the proliferating phase. The global introduction rate to the proliferating phase
at time ¢ is then (1 — k(t))[.

(1 - k@)

4 | )
p(t,a)

T | T
I
N N

proliferating phase resting phase

X2

Figure 4.1: The model.

We denote by v(t) the inhibition rate due to the cytostatic at time ¢, and by « the
rate of natural dis-inhibition. We consider that the dynamics of k is given by

dk
= () = o)1~ k(1) — ak(?). (4.1)

The action rates due to the drugs are increasing functions of their concentration in the
cell culture, the latter being chosen during in vitro experiments. Thus we consider that
we control directly the action rates u and v.

4.2.3 The age-structured model

The dynamics of the cell populations is given by the following partially age-structured
system:

C(li—f(t) = —(1—k(t))BR(t) + 2p(t,27) (4.2)
P (ta)+ 22 (1,0) = ~(r+x o 2n)(@u(®)p(t, ) 0<a<or (43
p(1,0) = (1~ K(O)BR() (1.4

The equation ([£2) is a balance equation for the resting phase between the outward and
inward flow; the transport equation (3] describes the evolution of the age cohorts of
proliferating cells, since they are aging with velocity 1; the boundary condition (£4]) gives
the inward flow to the proliferating phase.
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4.2.4 A controlled version of Mackey’s model

We denote by P and P, the total proliferating population and sub-population in the
second-half of the phase, respectively:

2T

P(t) := /OQTp(t, a)da, Py(t) ::/T p(t,a)da.

Formally, and this could be justified with the results of Section [4.3] if we differentiate P, P
and use the method of characteristics as in [I], we derive from (@I))-(£4) the following
system of delay differential equations:

%(t) = —(1 = k(t))BR(t) + 2(1 — k(t — 27))BR(t — 27)e (v2rf) utsyas) (45)

%(t) = —(vP(t) + u(t)Pa(t)) + (1 — k(t))BR(t) (46)
— (1~ k(t - 27))BR(t — zT)e‘(ﬂ”ff—f““)dS)

%(t) = —(y4+ u®)Po(t) + (1 — k(t — 7)BR(t — 7)e " (4.7)
— (1 — k(t - 27)BR(t — zT)e‘(ﬂ”ff—f““)dS)

%(t) =v(t)(1 — k(t)) — ak(t) “8)

Unsurprisingly, we get a controlled version of Mackey’s 1978 model [62]. The original
model is a system of two differential equations with one discrete delay, and a nonlinearity
in B; it is one of the first mathematical model of the dynamics of hematopoietic stem cells
(HSC), which are at the root of the hematopoiesis, the process of blood production. We
have in (Z5)- (8] two control variables, v and v, and two extra state variables, P, and k,
because of the controls.

As we will explain in Section L4.T] the age-structure in the proliferating population
actually matters, and thus it is of interest to analyse the age-structured model (£2])-(Z4).

4.3 Analysis of the age-structured model

4.3.1 Existence of solutions

Given (8,v) € LS.(0,00) x LS ((0,00) x (0,27)) and (Ro,po) € R x L>(0,27), we
consider the system

G;—lj(t) = —[(t)R(t) + 2p(t,27) 0<t (4.9)
%(f,a) + %(t, a) = —~(t,a)p(t,a) 0<t, 0<a<2r (4.10)
p(t,0) = B(t)R(t) 0<t (4.11)

with the initial condition
R(0) = Ry,  p(0,") = po. (4.12)

We follow [43] for the notion of solution.
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Definition 4.3.1. We say that (£I0) holds along the characteristics a.e. if and only if
there holds, for a.a. (t,a) € (0,00) x (0,27),

p(s,a+s)=p(0,a) — /OS(’yp)(G, a+6)do for a.a. s € (0,27 — a), (4.13)
p(t +5,5) = p(t,0) — /0 “(yp)(t + 6,6)d8 for a.a. s € (0,27). (4.14)

Lemma 4.3.2. If p € L2 ((0,00) x (0,27)) is such that (AI0) holds along the char-

loc
acteristics a.e., then p is Lipschitz along the characteristics {t — a = ¢} for a.a. ¢,

t— fOQT p(t,a)da is locally Lipschitz and there holds a.e.

2 2T
%/0 p(t,a)da = p(t,0) — p(t,27) — /0 (vp)(t, a)da.

Proof. The first assertion follows from (@I3)-(£I4]). For the last two assertions, it is
enough to compute f02 " p(t,a)da using the same relations. O

Definition 4.3.3. A solution of (£.9)-(@.I2) is any
(R.p) € Wy (0, 00) x Li5,((0,00) x (0,27))

such that (£9) holds a.e., (£I0) holds along the characteristics a.e., (ZI1]) holds a.e., and
(ETZ) holds.

Lemma 4.3.4. Given any (5,7) and (Ro,po), there exists a unique solution (R,p) of
(@9)-@I12). If (B,7) and (Ro,po) are non-negative, then (R, p) is non-negative. Moreover,
defining

f(fy(s,a—t%—s)ds if0<t<a<?2r,

I:(t,a)— "
Jovt—a+s,s)ds if0<a<2r a<t,

if B, T, po are locally Lipschitz and if po(0) = B(0)Ry, then p is locally Lipschitz and
Re W™,
Proof. For a.a. ¢ € (—27,0), p is determined on {t —a = ¢} by
t
p(t,a) = pola — t)e~ IN Y(s,a—t+s)ds

Then (Z9) becomes a linear ODE on (0, 27), from which we get R, and then p on {t—a = ¢}
for a.a. ¢ € (0,27), and so on. The sign of (R, p) follows.
Observe that a.e. on {t —a > 0},

p(t,a) = B(t —a)R(t —a)e” foa 7(t—a+s,s)ds
The continuity of p on {t —a = 0} is equivalent to py(0) = B(0)Ryp. -

4.3.2 General relative entropy

We introduce the dual system associated with (Z3])-(@TIT)

X (1) = BOW() — B(1)o(t,0) 0<t (4.15)
%(f,a) + %(t, a) =7(t,a)o(t,a) 0<t 0<a<2r (4.16)

o, 27) = 2T (t) 0<t (4.17)
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Solutions of (AIH)-(IT) are defined as for the primal system, see Definition .33l

Adapting [68] to our model, we get a general relative entropy principle. Let (53,7)
be fixed. Given a solution (R, p) and a positive solution (R, p) of 3)-EII), a positive
solution (¥, ¢) of (@IN)-@IT7), and H € L7 .(R), we define H by

- . R(t) 27 Dot a p(t,a) a
H(t) = ‘P<t>R“)H<ﬁ<t>>+ [ ot apan (o) do

Theorem 4.3.5 (General Relative Entropy). Let H be locally Lipschitz and differentiable
everywhere. Then H is locally Lipschitz and there holds a.e.

sl (353) - (62

g (LY (2002)_pRON] -y

pt,0)/ \p(t,2r)  p(t,0)

Corollary 4.3.6. Let H be convex, possibly non differentiable. Then H is non-increasing.

Proof of Corollary [{.5.6. Let H be convex. Then H is locally Lipschitz and has left and
right derivatives everywhere. Then, as in the proof of Theorem [£35] H is locally Lipschitz
and (4I8]) holds a.e. if we replace the derivative of H by its right derivative and the
derivative of H by its left or right derivative, depending on the sign of the right derivative

of %. Observe now that this right-hand side of (£I8)) is non-positive if H is convex. [

Proof of Theorem [{.53.5. Observe that, along the characteristics a.e., there holds

<a +%> o(t,a)p(t,a) =0, (5 n 8>p(t,a) _

ot ot ' da) p(t,a)
and then 5 5 (t.a)
. P, a
— + ) élt,a)pt,a)H =
<8t + aa) ¢( ?a’)p( ?a’) <ﬁ(t,a,)>
By Lemma [£32] the second term of H is locally Lipschitz, with derivative a.e.

p(t,0)
p(t,0)

The first term of H is obviously locally Lipschitz, and a.e.

p(t, 27’)> ‘

> (¢, 2m)p(t 27V H <p o

(6. 0p( 0 H (

(Groro)H (ggg) — (= B 0)R() + W()2(t,20) H (

= (— ¢(t,0)p(t,0) + ¢(t,27)p(t,27)) H (

and

- v (5g) (s 2n) - Byt 2n)
B . , (p(t,0)\ (p(t,27)  p(t,0)
= (6, 2m)p(t, 21)H (ﬁ(t, > (ﬁ(t, 2r) ﬁ(t,0)>'
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4.3.3 Eigenelements

Let 8 > 0 and v > 0 be constant. Looking for particular solutions of (£9)-(£I1]) and
(AI5)-([@I7) of the form

R:t+— ReM U:ts UM
p: (t,a) = pla)e ¢: (t,a) — ¢la)e ™

with A € R and p, ¢ differentiable, we get the following eigenvalue problem:

(A+ )R = 2p(27) (A +B)¥ = 36(0) (4.19)

L0 =~ +1p(e) L) = 0+ 1) (1.20)

p(0) = R o(21) =2V (4.21)
Equations [{@20)-E2T) give

pla) = fRe~ A, ¢(a) = 20ePtN(a=2r) (4.22)

If R, W # 0, (EI9) is then equivalent to
A+ B = 2Be” A2, (4.23)

Theorem 4.3.7 (First eigenelements). There exists a unique solution (\,R,p,V,¢) of

(AT19)-F2T) such that

_ 2T
R>0, >0, R+/ pla)da =1,
0

2T

>0, ¢>0, YR+ P(a)p(a)da = 1.
0
Proof. Tt is enough to observe that (423]) has a unique real solution. O

4.3.4 Long time asymptotic
without the action of the drugs

We consider here that there is no action of the drugs for ¢ > 0, i.e. that § > 0 and
~v > 0 are constant. The first eigenelements (A, R, p, ¥, ¢) are given by Theorem [L3.7]

Theorem 4.3.8. Let (Rg,po) be an initial condition, C' > 0 be such that
|Rol <CR, |po(-)| < Ch(),
and (R, p) be the solution of (L9)-(@I2). Then, for all t > 0,

[R(t)] < CReM,  |p(t, )] < Op(-)e™, (4.24)
_ 2T _ _ 2T
(\IIR(t) + ¢(a)p(t,a)da) e M =TUR, +/ ¢(a)po(a)da := p, (4.25)
0 0
_ 2T _ _ 2T
(‘I’|R(t)| + ¢(a)|p(t,a)|da) e < W|Ry| + | ¢la)lpo(a)lda, (4.26)

lim <\I'|R(t)e)‘t R + OQT S |p(t, a)e ™ — pp(a)|da) 0. (4.27)

t—o00
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Remark 4.3.9. Theorem E3.8 gives an interpretation of the first eigenelements: for the L!
topology,
(R(t),p(t,) ~ p (Re,p(-)e™)

as t — oo, with p given by (£25]). Then the first eigenvalue A is the Malthus parameter
of the model, which gives the overall exponential growth or decay of the population.
We derive from its definition (ZZ3)) that A\ has the same sign as 2e~7?7 — 1, which is
the proliferating phase balance. Asymptotically, any solution becomes proportional to a
particular solution with age profile given by the first primal eigenvector (R,p) and rate of
time evolution A. The coefficient of proportionality p is determined initially with the first
dual eigenvector (U, @).

Proof. We follow the same scheme as in [68], [77]. We apply the general relative entropy

principle to (R,p), (ReM, peM), (e, pe=), and to the following convex functions:

H(h):=(h+£ C’)zjF for (4.24])). The two corresponding entropies H are non-increasing

by Corollary [£3.6], non-negative, and initially null; then they are null everywhere.

— H(h) := h for (£25]); H is constant by Theorem

— H(h) := |h| for ([@26]); H is non-increasing by Corollary

— H(h) := |h — p| for ([@27)); H is non-increasing by Corollary and non-negative.
Then it has a limit L, i.e.

(q/yR(t) R +/27 5a)lp(t, a)e — pﬁ(a)\da) SL (498)

as t — oo. It remains to prove that L = 0; we do that in several steps.

1. Let pf, k € N, be Lipschitz, with p£(0) = SRy and such that, as k — oo,
2T
e = ; o(a) \plg(a) — po(a)‘ da — 0.

Let (RF, p*) be the solution of (@9)-(@II) with initial condition (R, pk), pr be given
by ([@23]), and Ly be given by ([@28). Then |p — p| < €, and applying (£20) to the
solution (R* — R, p* — p) of (@3)-(@II), we get

(¥R @) - R+ 027 Sl (t.0) ~ plt.a)lda) e < o

for all t. Then L < L 4+ 2¢;, and it is enough to show that L. = 0 for an initial
condition (Rg,po) with pg Lipschitz and py(0) = SRy, as we assume in the sequel of
the proof.

2. Since 8 and v are constant, (R,p) € VVI?)’COO X I/Vlifo by Lemma 34l We observe

moreover that (%, %) is a solution of (£9)-(II). Then by (@24, there exists
C’" > 0 such that for all ¢,

%(t)’ < C'Re, ’5(&-)‘ < C'p(-)eM. (4.29)
It follows by (£I0) that for all ¢,
8p A= At
——(t,)| < (vC + C)p(-)e™. (4.30)

da
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3. We apply again Theorem E3.5to (R, p), (ReM, pert), (Fe M, pe™), and to H(h) :=

(h — 1)%. Using that
H(hy) — H(hg) + H'(hy)(hy — h1) = —(hy — hg)?,

we get for the corresponding H

dH . - _ p(t,21)e ™ p(t,0)e M 2
E(t)—ﬂﬁ(?ﬂp(%)( b ) :

Then 492 is globally Lipschitz by [@24) and (]Z:ZQI) and non-positive. Since H is

bounded below by 0, it has a limit and then —( ) — 0, ie.

p(t,27)e N B p(t,0)e N
p(27) p(0)

-0 (4.31)

as t — o0.

. We define (Q*,n*) € C([0,1]) x C([0,1] x [0,27]), k € N, by

Q (1) = R(t + k)e M nb(t a) = p(t + k,a)e V.

We derive from (@24),[£29)-(@30) and Arzela-Ascoli theorem that there exists
(Q,7n) such that, up to a subsequence, (Q¥,n*) — (Q,7n) uniformly. Then for all
t €10,1],

0w + [ dla)ilt,a)da = p, (4.32)

U|Q(t) — pR| + /2T a)|n(t,a) — pp(a)lda = L, (4.33)
A(t,2r)  a(t,0)

per) () (4.34)

by [@E27), @EZS), and @31, respectively. Moreover (Q,7) is solution, in the sense
of Definition £3.3] of

dQ

5 B = —(A+8)Qt) +2n(t, 27) 0<t<l1 (4.35)
27;( )+%(t a) = —(A+)n(t, a) 0<t<l 0<a<2r (4.36)
n(t,0) = BQ(1) 0<t<l1 (4.37)
Injecting (£34]) and ([@37) into (£35]), we get
0= [ e 9000 + 250020 2 =

by definition [@22)-@23) of the eigenelements. Then Q is constant and
n(0,a) = lilgnp(k, a)e ¥
= liin BR(k — a)e Ak=a) g=(At)a
— BQQ—(AM)Q
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Solving (A36]) along the characteristics, it comes that
A(t, a) = Qe e

for all (t,a) € [0,1] x [0, 27-]_; in particular, 7 does not depend on ¢t. Observe that

(Q,n) is proportional to (R,p); by ([@32), (Q.n) = p(R,p), and then by ([E33),
L =0 as was to prove.

O

with the action of the drugs

We consider now that the drugs are not administrated for ¢ > 0 but that they have a
residual action. Namely, if at ¢ = 0 there is a fraction ky > 0 of inhibited cells among the
resting cells, then by (@I, for ¢t > 0,

B(t) = (1= koe™") 8

with a > 0, and v > 0 is constant. We continue to use the first eigenelements given by
Theorem [£.3.7] i.e. for 8 constant too.

Lemma 4.3.10. Assume that the first eigenvalue X is non-negative. Let (Rp,po) be a
non-negative initial condition, (R, p) be the solution of ([E9)-[@I2), and I be defined by

_ 2T _
I(t) = <\IIR(75)+ 0 ¢(a)p(t,a)da> e

Then I is locally Lipschitz, non-increasing, and for all t > 0,

k
A\
e (6

(1=)

I(0) < I(t) < I(0).
In particular, I(t) has a limit, say I € [eiAkEQ (0),1(0)], as t — oo.
Remark 4.3.11. 1. If A <0, then we can show the reverse inequality:

L
I0)<I{t)<e ~a 1(0).

2. If kg = 0, then f is constant and we recover result (£20) of Theorem 38 I is
constantly equal to p.

3. The first eigenvalue A is still the Malthus parameter of the model, in the sense that

/ / 0 ifN>A
R(t)e N p(t,)e ) —
(re= i) {00

as t — oo.
4. If there exists p’ such that, in the sense of (4.27]),

(R(t),p(t,-)) ~ o' (Re, p()eM)

as t — oo, then p/ = I.
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Proof. We still have, along the characteristics a.e.,

9 O\
<8t + 3(1) d(a)e”p(t,a) = 0.
Then as in the proof of Theorem 4.3.5] I is locally Lipschitz. And there holds a.e.,

0= ¥~ BUNRE) + 2p(1,27)) e
+ (#(0)p(2,0) — 6(27)p(t, 27)) e~
= —Mkge " WR(t)e M
Since A, ko, R,p > 0 (see Lemma [L.37]), we get a.e.

dl
—(t) <0.
5 ) =<

The result follows. O

—Mkoe ™I (t) <

4.4 The optimal control problem

We fix a time horizon T > 0 and we consider leukemic cell cultures with varying
concentrations of both drugs on [0,7]. As explained in Section L.2.2], we consider that, in
our in vitro model (£1])-(Z4]), we control directly the death rate u due to the cytotoxic and
the inhibition rate v due to the cytostatic. Thus we call protocol of drugs administration
any (u,v) € L>(0,T;R?) satisfying the following biological bounds:

{O < ut) i u for a.a. t € (0,7). (4.38)

Note that by Lemma [34] given any protocol (u,v), there exists a unique associated
state, i.e. (R,p,k) such that (ZI)-(Z4) hold.

We are looking for protocols of drugs administration which are as much efficient as
possible, and not too toxic. The notion of efficiency will be handled by the objective
function (Section L4.T]), and the one of toxicity by the constraints (Section L4.2]), in our
optimal control problem (Section E.Z.3)).

4.4.1 Horizon effect and age-weighted population

Since we consider only leukemic cells, an efficient protocol has to aim at the extinction
of the total population. Nevertheless, if we try to minimize the total population, i.e. if we
consider the problem

2T
min (R(T) —|—/ p(T, a)da) subject to  (A1)-(44), (£38), (4.39)
(u,v,R,p,k) 0
then we observe a horizon effect: it is always optimal to give no cytostatic v at the end
of the experiment, whatever the parameters are. It can be seen numerically and proved
theoretically, and it is easily understandable: the resting cells which are introduced into
the proliferating phase at time ¢ € (T — 27,T') will not divide before 7', but might die,
which is not the case if they stay in the resting phase; it is therefore optimal to have a
high global introduction rate, i.e. a low fraction of inhibited cells k, at the end. We end
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up at time 7" with a filled proliferating phase, which flows into the resting phase after
T. If for example the death rate in the proliferating phase is so low that its balance is
positive, i.e. that it globally produces cells after division, then the total population for
this optimal protocol becomes much larger than for other protocols (see Figure d.2]), which
is not satisfying.

14

optimal protocol

total population

<l

cytostatic administration (day ')
cell population (10°cells)

0 T T T T T T T T T T 4
0 1 2 3 4 T=5 6 7
time (days)

Figure 4.2: An horizon effect. We consider problem ([39]) with no cytotoxic u, T' = 5 days,
7 = 1 day; the other parameters are given in Appendix[4.A 3] and are such that the prolif-
erating phase globally produces cells. See Section about numerical resolution. The
solid lines (resp. the dash lines) represent the optimal protocol (resp. the v-constant
protocol) of cytostatic administration and the associated total population.

Resting cells and proliferating cells with different ages do not have the same role
in the population dynamics. Thus it is natural not to give them the same weight in
the objective function. One choice of age-dependent weight consists in the first dual
cigenvector (¥, ¢), given by Theorem E3.T it is justified by Remarks B39 and E3I11
After we stop administrating the drugs at time 7', there is no action of the cytotoxic and a
residual action of the cytostatic, as in Section [£3.4t nothing can be done on the Malthus
parameter A, which is given by the uncontrolled system, but we can try to minimize the
weighted total population

RO + [ aplada (4.40)

at time 7. If there was no more action of the cytostatic after T, the weighted total
population (£40) would be constant for ¢ > T and would give the asymptotic size of the
population (Theorem F3.8]). It is not exactly the case with the residual action of the
cytostatic (Lemma [310]), but even though we choose this weighted total population at
time T as the objective function.
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4.4.2 Maximal cumulative doses

In order to limit the toxicity of the protocols, it is useful to add constraints on the
cumulative doses of the drugs. Namely, we fix U,V and we restrict the optimization
problem to the protocols (u,v) such that

T _ T _
/ w(t)dt < U, / v(t)dt < V. (4.41)
0 0
Note that with the bounds (438]) on the controls, the constraints (£41]) are nontrivial iff
0<U<al, 0<V <oT,

respectively.

4.4.3 Reduction to a problem with delays

The state of the cell culture at the beginning of the experiments is fixed; it furnishes
the initial condition (ko, Ro,po) € R x R x L>(0,27) of (@.I)-([Z4):

k(0) = ko, R(0) = Ro, p(0,")=po (4.42)

with kg = 0, Rg,pg > 0. The issue of finding good protocols of drugs administration can
finally be formulated as the following optimal control problem:

min ( +/ U Lg(a)p(T, a)da) (4.43)

(u,v,R,p,k)
subject to  (&I)-(Z4), (£38]), (£410)-([E.42).

Recall that (¥, ¢) is the first dual eigenvector, defined by Theorem E3.71

Similarly to the derivation of Mackey’s model (Section B.2.4]), (£43) can be reduced
to an optimal control problem of delay differential equations. We denote by p, P and P,
the weighted proliferating population density, the total weighted proliferating population
and sub-population in the second-half of the phase, respectively:

p(t,a) == \T/_ltg(a)p(t,a),
2T ~ 2T
P(t) == /0 it a)da, Py(t) = / j(t, a)da.

Let (u,v, R,p, k) be such that (ZI)-(Z4),[@42]) hold. Observe that, along the character-

istics a.e., there holds

P t0) + 2(t,0) = (\x(rzn) (a)u(t))p( ).

Then by Lemma 32] there holds a.e.

(ii—]:(t) = —(1 = k(t))BR(t) + p(t, 27) (4.44)
%(t) = AP(t) — u(t) Py (t) + 5(t,0) — p(t, 27) (4.45)
dd—?(f) = (A —u(t))Po(t) + B(t, 7) — B(t, 27) (4.46)
P 6) = o(t)(1 — k(1)) — ak(t wan

dt
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where, by definition of A and by the method of characteristics,

= (1 =k()(A+B)R() (4.48)
_ Yt=(A+)T i
_ po(T —t)2e~ ift<r (4.49)
(1—k(t—7)A+B)R({t—T1)eM ift>T
_ po (21 — t)2e 7t (") %f t<2r (4.50)
k(t —27))(\ + B)R(t — 27)eM?™¥®) if ¢ > 27

Jou(s)ds ift<T

ith y(t .
with y(t) = {f” s)ds ift>r

We consider y as a new state variable, and we also introduce two extra state variables U
and V in order to handle the integral constraints (Z4T]):

dy . Ju(t) ift<r dU o dv .
Yo {1 BST Fo=u. o e

Observe that (£44)-(E5I) is a system of ordinary differential equations for ¢ < 7; it
becomes a system of differential equations with one discrete delay for 7 < ¢ < 27, and
with two discrete delays for ¢t > 27. Its initial condition is the following:

R(0) =Ry, Kk(0)=0, y(0)=0, U0)=0, V(0)=0,

. 27 . 27 (4.52)
P(0) = / 2N @2 0 (g)da,  Py(0) = / 26 N@=27) 10 (¢)da.
0 T
Problem (Z43]) is therefore equivalent to the following optimal control problem:
min (R+ P)(T) (4.53)
(u,v,R,P,Pa,k,y,UV)
0<u(t)<u UT)<U
subject to (4.44])-(E52), for a.a. t € (0,7), and _ .
! {0§v(7§)§v 0.7 {V(T)gv

4.5 Results and conclusion

We present in this section some theoretical and numerical results on the optimal control
problem introduced in the previous section. We use either its form (£43)) or (£53); the
data are

T>2r>0, Ry,po >0, o,3>0, v>0, w,0,U, V>0

The first eigenvalue A is determined by (£.23)).

4.5.1 Existence and optimality conditions

We begin with a result of existence of an optimal protocol of drugs administration. It
relies on the fact that the dynamics is affine w.r.t. the controls. We do not have uniqueness
in general.

Proposition 4.5.1. There exists at least one optimal protocol of drugs administration
(G, 0) with associated state (R,...,V).
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Proof. The value of problem (&53) is non-negative; let (u*,v*, R* ... V*)be a minimizing
sequence. Observe that (u*,v*) is bounded in L*, and (R*,...,VF¥) is bounded and
equicontinuous on [0,7]. Then by Banach-Alaoglu theorem and Arzela-Ascoli theorem,

A

there exists (@,..., V) such that, up to a subsequence,
(uF, %) = (0,0) and (RF,...,VF) = (R,...,V)

for the weak * topology in L* and the uniform topology in C°, respectively. Since
the dynamics is affine w.r.t. the controls, (4,...,V) satisfies (@Z4)-@52). The bounds
and the final constraints are also satisfied, and the objective function is minimized by
construction. U

The second result says that it is optimal to administrate as much of cytotoxic as
possible. It implies uniqueness of the optimal protocol of cytotoxic administration when
it is not constrained by a maximal cumulative dose. The constrained case will be studied
numerically later.

Proposition 4.5.2. Let (4,0) be an optimal protocol of drugs administration. Then
T _
/ @(t)dt = min {ET, U} .
0
In particular, if U > 4T, then @(t) = @ a.e. on (0,T).

Proof. If U(T) < min {ﬂT, U}, then there exists an admissible u such that u > @, u # .
The result follows from the fact that (2)-(Z4) is monotone w.r.t. u € L*(0,T). O

Next we state first-order optimality conditions, in the form of Pontryagin’s minimum
principle and where we highlight that the dynamics is affine w.r.t. the controls.

Proposition 4.5.3. Let (4,0) be an optimal protocol of drugs administration. Then there
exists (a,b) € WH*°(0,T;R) such that, for a.a. t € (0,T),

Proof. We apply Pontryagin’s minimum principle to the delayed problem (53]). It can be
done either directly [50], or after Guinn’s transformation [48] 49] into an optimal control
problem of ordinary differential equations [I8]. The minimized function is linear w.r.t.
(u,y) at all time because the dynamics is affine w.r.t. the controls. See Appendices [4.A.Tl
and [4.A.2] for the precise statement of Pontryagin’s minimum principle and the expression
of coefficients a and b. O

S|

(a(t),o(t)) € argmin {a(t)u +b(t)v 8

u
(%

ININA
ININ

Then we expect, in the sense of the following corollary, the optimal protocols to be
bang-bang, i.e. on their bounds.

Corollary 4.5.4. For a.a. t € (0,7,

. wﬂ:{o if b(t) > 0

{0 if a(t) >0
v oifb(t) <0’

u ifa(t) <0

It is sometimes possible to determine the sign of b, and then the value of 0.
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Proposition 4.5.5. Let V > oT and let (G,0) be an optimal protocol of drugs adminis-
tration. Then there exists € > 0 such that

() = 0 ae on(T—¢T)if A<O0
v ae on(T—eT)ifA>0

Proof. 1t is important here to have Pontryagin’s minimum principle with normal multi-
pliers. See Appendix [£.A.2] for the determination of the sign of b. O

4.5.2 Optimal protocols

We use BOCOP [23] to solve numerically the undelayed optimal control problem ob-
tained by Guinn’s transformation [48] [49] of the delayed problem (Z53]). We discuss here
the optimal protocol (i, ?), with associated state (}?, e V), found numerically in different
situations; we define the minimal and mazimal proliferating phase balances respectively
by

g =20 OZTHET) _q 50 = 20772 1.

Note that dz < dp, the latter having the same sign as A by (£.23]).

The case §y <0 corresponds to a situation where the proliferating phase globally kills
cells, even without the administration of any cytotoxic; A < 0 and then there is no natural
growth of the leukemic cell population: this is not a cancer situation. It could be seen
that in this case, it is optimal to give no cytostatic: 0(¢) = 0 a.e. on (0,7"), because the
higher the global introduction rate, the greater the loss of cells.

6
I
— v
~ 5
Py
e
20 =
g =
= ey
= =
@
2w . =
£ E
s
2
s | — | | g
2 2 =
3 8
1
0 T T T T T T T T T 0
0 1 2 3 4 T=5

time (days)

Figure 4.3: An optimal protocol with 0 < §; and limited cytotoxic. We consider a
maximal cumulative dose of cytotoxic U = 2 days-u, whereas T = 5 days, 7 = 1 day; the
other parameters are given in Appendix A3l In addition to the optimal protocol of
drugs administration (4, ), the associated total sub-population Py is plotted.
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The case 0 < §z corresponds to a situation where the proliferating phase globally
produces cells, even with the administration of a maximum of cytotoxic; this is a very
severe cancer situation. By Lemma[5.2] it is optimal to administrate as much of cytotoxic
as possible; therefore we consider a nontrivial constraint (£41]) on the cumulative dose of
cytotoxic with 0 < U < @T, and no constraint on the cytostatic. We observe in Figure A3
that the optimal protocol of cytotoxic administration is bang-bang, with 4(t) = u a.e.
when the total sub-population Py (on which the cytotoxic is acting) is relatively high. And
contrary to Section A 4Tl and Figure [4.2] the optimal protocol of cytostatic administration
is now 0(t) = v a.e. on (0,T"), because the lower the global introduction rate, the smaller
the gain of cells.

The case 3 < 0 < dg corresponds to a situation where the proliferating phase globally
produces cells in absence of drugs, and the administration of cytotoxic can make it globally
kill cells; this is the most interesting situation.

R+ P

<
|
T
IN

cytostatic administration (day ')
\
\
\
\
\
\
w
cell population (10°cells)

0 T T g T T T T ™ T T T T 0
0 1 2 3 4 T=5 6 7
time (days)

Figure 4.4: An optimal protocol of with dz < 0 < §y. We consider no constraint on the
cumulative dose of cytotoxic, T'=5 days, 7 = 1 day; the other parameters are given in
Appendix[4.A3l The protocol of cytotoxic administration is fixed to the optimal 4(t) = @
a.e. on (0,7") and is not plotted; the solid lines (resp. the dash lines) represent the optimal
protocol (resp. the 0-constant protocol) of cytostatic administration and the associated
total population.

First we consider no constraint on the cumulative doses of the drugs. The optimal
protocol of cytotoxic administration is again 4(t) = u a.e. on (0,7) and we do not plot
it in Figure 44l We observe that the optimal protocol of cytostatic administration is
bang-bang, with 9(t) = 0 a.e. first and 0(t) = v a.e. second. For comparison, we also plot
the 0-constant protocol and the associated total population, which is slightly lower than
for the optimal protocol at time T, but quickly becomes higher. The switch in the optimal
protocol of cytostatic administration can be understood as follows: the resting cells which
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are introduced into the proliferating phase at time ¢ € (0,7 — 27) will have a proliferating
phase whose balance is dz < 0, whereas those introduced at time ¢ € (T'—7,7T) will have a
proliferating phase whose balance is dg > 0; it is therefore of interest to have a high global
introduction rate during (0,7 — 27) and a low one during (7" — 7,7"). Recall that we do
not control directly the fraction of inhibited cells &k, but the inhibition rate v. Note that
by Proposition 5.5 we expected to have 0(t) = v a.e. at the end.
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Figure 4.5: An optimal protocol with dz < 0 < dg and limited cytotoxic. We consider a
maximal cumulative dose of cytotoxic U = 2 days-u, whereas T = 5 days, 7 = 1 day; the
other parameters are given in Appendix {LA.3l In addition to the optimal protocol of
drugs administration (4, ), the associated total sub-population Py is plotted.

Second we add a nontrivial constraint on the cumulative dose of cytotoxic only, as in the
case of Figure 3] Again, the optimal protocol of cytotoxic administration in Figure
is bang-bang, with 4(t) = u a.e. when the total sub-population P, is relatively high. The
optimal protocol of cytostatic administration ¢ is also bang-bang, and its structure can be
understood similarly to one of Figure[d.4l it is of interest to have a low global introduction
rate if the cells which are just introduced are going to have a proliferating phase whose
balance is positive, in particular if a time 7 later, & = 0 a.e. on a long enough interval; and
it is also of interest to have a high global introduction rate a time 7 before the intervals
where 4, = @ a.e., in order for the cytotoxic to be efficient. Note that in this interpretation,
1 depends on PQ, which depends on ¥, which depends on .

4.5.3 Conclusion

The issue of finding good protocols of drugs administration in leukemic cell cultures
has been formulated as an optimal control problem, where the population dynamics is
eventually reduced to a delay differential system. It has to be noted that the definition of
the objective function for this optimization problem is a nontrivial part of the modeling,
and that it might still be improved if we could find explicitly the limit I, in Lemma[Z3.101
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This approach is different from [I4], where the objective function is the Floquet eigenvalue
of a periodic problem.

A few optimal protocols have been presented to illustrate different behaviors, which
are not always intuitive. Optimal protocols in general have not been synthesized; the
dimension 7 of the differential system and the fact that the adjoint state equations are with
advanced arguments have to be added to the complexity described in [59] for combined
treatments. Nevertheless, it is not excluded to get further results on bang-bang and
singular controls, as in [59] [60], from the analysis started in Appendix [4.A.2]

Estimated parameters are needed for medical application and are to be published [9].
The optimal control problem being set and numerically implemented, it could suggest in
vitro protocols to the biologists, and maybe answer questions of the clinicians. It could also
simulate experiments longuer than 5 days, which are complicated to carry out for pratical
reasons. For in vivo modeling, pharmacokinetic-pharmacodynamic (PK-PD) would have
to be added, as in [10] 59, [60].

4.A Appendix

4.A.1 Pontryagin’s minimum principle

We consider problem (Z53]) and its dynamics (Z44)-(Z51). We denote by R°, R!,
and R? the arguments of the state variable R with a delay 0, 7, and 27, respectively; we
denote similarly the different arguments of all the undelayed and delayed state and control
variables. We then define the following functions of ¢ and

(u07 u17 ’UO7 RO? R17 R27 po? P207 k07 kl? k27 y07 U07 VO)

Fa(t, )= 0~ KO)BRO + po(27 — t)2e 777V if t < 2r
e —(1 = KDBRO + (1 — k2)(A + B)R2M?Y" ift > 27
APO —uOPJ + (1 - k%) (A + B)R°

—po(27 — t)Qe_vt_yO ift <27

Fs(t, ) = - -
p(t:) APY —uOP) + (1 — k(A + B)R®
—(1 =K A+ B)R2M Y ift > 2r
(A = u0)P) + po(7 — t)2e~ 7= A7
—po(27 — t)26_7t_y0 itt<r
Fa (6.9 A =u®)PY + (1 — kY)Y (A + B)RLeM
R —po(21 — t)QeJYt*yO itr<t<2r
A —uO)PY + (1 — k(A + B)R e
—(1 = KA+ RV ift > 2r
0 ift <7
Fiu(t,) == 0°(1 — k1) — ak” Fyt,) =" '
k(t:) ( ) (t) {uo—ul ift>r

Fy(t,-) == u° Fy(t,-) ="
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The system (£44)-(ZE5I) can now be written as

%(t) = F.(t,u(t),u(t —7),v(t), R(t), R(t — T), R(t — 27), P(t), Px(t),

k(t),k(t —7),k(t —27),y(t),U(t), V(1))

for z € {R, P, Py, k,y,U,V} and for a.a. t € (0,7).
We define the Hamiltonian and the final point Lagrangian respectively as follows: given
¢ = (4R, 4ps 4p,s dh> Gy qUs qv) € WH2(0, T5RT), let

= qu(t)F$(t7)7 YRS {R7P7P27k7y7 U7V}7

and given ¥ = (U, Uy) € R?, let
O[W)(-) := RO+ P° + U (U° = U) + Ty (VO = V),
where - stands again for (u”,u!, 1%, R%, RY, R?, P°, P9, kY k', k2,40, U°, VO).
Given a protocol of drugs admmlstratlon (G,?), and (R ..,V) its associated state,
we denote by H|[g](t) the evalution of H][q| at
(t,a(t),a(t — 7),0(t), R(t), R(t — 7), R(t — 27),...,V (1)),

by ®[W](T) the evaluation of ®[¥] at

((T),a(T — 7),0(T), R(T), R(T — 7), R(T — 27),...,V(T)),
and similarly for their partial derivatives. We can now state Pontryagin’s principle:

Theorem 4.A.1. Let (4,0) be an optimal protocol of drugs administration with associated
state (R,...,V). Then there exist ¢ € WH(0,T;R7) and ¥ € R? such that, for a.a.
€(0,7),

_%(t) = Do Hlq|(t) + X(0,7—7) (t)D Hlq)(t + 7) 42(T) = Do ®[¥)(T)
+ X(0,7—2r) () Dy2 H[q (t + 27), (4.54)

for x € {R,P, Py, k,y,U,V}; for a.a. t € (0,T),

Hlgl(t) + xo.1-n O H[g)(t +7) < Hlg)(t, u, a(t — 7),v, R(t),..., V(1))
+ Xm0 HIg)(t + 7,0t + 7),u,0(t +7), R(t + ) LV(E+7) (4.55)

for all (u,v) € [0,U] x [0,V]; and
Uy >0, Yy (U(T)-U) =0,
Ty >0, Uy (V(T)-V)=0.

Proof. This is Pontryagin’s minimum principle [I8], 48, [50]. Observe that problem ([53])
satisfies a Mangasarian-Fromovitz condition of qualification if U,V > 0; we consider the
optimal control problem without the control u (resp. v) if U = 0 (resp. V = 0), and it
becomes qualified. Then we get the existence of normal multipliers [I8]. O
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4.A.2 Proof of Propositions 4.5.3] and [4.5.5I

By [@E54), qu = Yy and qy = Uy, Since H[g| is affine w.r.t. (u®, u',2°), we derive
Proposition 53] from the Hamiltonian minimum condition (55, with

~ For Proposition .5.5] we need to determine the sign of b in a neighborhood of T". Let
V' > oT'; considering the equivalent optimization problem without the constraint on V', we
can assume that Wy = 0. Since 1 — k > 0, b has then the same sign as g, whose adjoint

equation (£54)) is

dax

(1) = qe(0)(0(1) + ) — (an — ap)OBR) + apHAR()

+ X(.1-7) ()ap, (t+ T)(A+ B)R(1)e
+ X(0,r-2r) (t)(ar —qp — q152)(t +27)(\ + /3)}?(t)e>\27—g(t+7)

for a.a. t € (0,7), and qx(T) = 0.

Lemma 4.A.2. Let ¢,d € L*(R) and w,z € I/Vllg’cC>O be such that, for a.a. t,

w(t) = c(t)w(t) +d(t) w(T)=w,
() = d(t)el €O ) = g,

Then w and z have the same sign.

Proof. Simply observe that

Let f € L*°(0,T) be defined by
F(t) = —(ar — ap) ()8 + ap(DA + X(0,7-r) (Dap, (t + T) (A + B)e™T
+ X120 () (ar — ap — ap,)(t + 27) (A + B)e 2T HFT)
and o € WH*°(0,T) be such that, for a.a. t,
A T (0(0)+a)do
o(t) = f(OR(t)e)e @O0 ooy

Then b has the same sign as 0. By the final condition of the adjoint equations (€54,
f(T) = A\ Since f is left-continuous on 7', there exists ¢ > 0 such that f, and then &,
have the same sign as A on (T' — ¢, T'). Proposition .55 follows.
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4.A.3 Parameters for the numerical resolutions

These parameters have not been estimated; some of them are fixed in coherence with
data from the experiments described in the introduction [9], the others are chosen to
explore different situations.

Figure The parameters are the following:

T =5days 7=1day (4.56)
Ro=4x10° cells  pp(a) = 0.5 x 10° cells x day " (4.57)
a=1day ! f=2day ! v=2day! (4.58)
v =0.15 day~* (4.59)
The proliferating phase balance is then 2e~7?" — 1 ~ 0.48 > 0.
Figure [4.3] The parameters are the following: (Z56])-(58]) and
v=0.05day! @=02day ! U=2days- u (4.60)

Note that for these values, 0 < dz ~ 0.48 < dg =~ 0.81. Solving numerically (£23]), we get
A~ 0.24 day~! > 0.

Figure [4.4] The parameters are the following: (Z56])-(58]) and
v=005day ! @=1day! (4.61)

Note that now, dz =~ —0.33 < 0.

Figure The parameters are the following: (56])-(@.58),([E61) and

U=2days-u (4.62)
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